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Abstract: The aim of this article is to provide a systematic review of the transversal competencies
for employability in university graduates from an employer’s perspective, with consideration to the
importance of the topic in the cross-national context. The PRISMA statement was used to guide the
methodology and the reporting for the systematic review. The data collection produced 52 articles
from the Scopus and Web of Science (JCR only) databases in the ten years between 2008 and 2018.
The analysis focused on the characteristics of the employers and organizations, the methods and the
instruments for evaluating transversal competencies, and the most highly valued competencies, both
internationally and by continent. One of the main contributions is the creation of a classification that
is made up of 41 transversal competencies that are grouped into five dimensions. The results show
that employers attributed more importance to the competencies in the dimensions of Job-related basic
(JRB) skills, Socio-relational (SR) skills, and Self-management (SM) skills. We conclude that Higher
education institutions need to incorporate “pedagogies for employability”, which will strengthen the
link between the academic setting and the socio-occupational reality and will ensure that graduates
make a suitable transition to the world of work.
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1. Introduction

In the modern labour market, the strategies of employers for finding new workers are
a complex subject. Evidence of that includes the fact that it is still unclear what variables
affect graduate employability, which increases the uncertainty about the demands of the
labour market and the pressure on HEIs to promote training strategies that help students
to become “more employable” [1-3].

Particularly in our knowledge economy, employers place great importance on grad-
uates’ transversal competencies—which are also known as “soft skills”—because of the
notable benefits for the business performance, the effectiveness in diverse teams, and the
drive to innovation [4,5]. There is no doubt that, in the 21st century labour market, “who
you are” is as important as “what you know” [6].

Because of that, soft skills are one of the main topics in educational policy at the
international level [3], which has led to an increase in the number of publications in
multidisciplinary journals on the topic. However, this interest has not been accompanied
by consensus in the scientific literature about the identification, definition, or classification
of the transversal competencies that graduates need in order to be more employable.

In this context, this paper explores the transversal competencies that employers value
most in university graduates, at the international level, through a systematic review. To
that end, we established four research questions.
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First, we clarify the characteristics of the employers and organizations that employ
university graduates. More specifically, we examine the sociodemographic variables of
the employers—such as gender, qualifications, and experience—and we also look at their
positions within the businesses, the professional sector, the ownership, and the size of the
organizations. Secondly, we analyse the methods that were used in the studies reviewed
by examining the techniques and instruments that were used, and the classification of the
most common competencies. Thirdly, we create a classification scheme for transversal
competencies on the basis of the most recent findings in the scientific literature and the
results of the systematic review. Lastly, we identify which soft skills the employers in
the reviewed studies prioritize when employing university graduates. This analysis is
performed on two levels: globally and by continent.

The paper is structured as follows: The following section discusses what the con-
temporary world of work is like for university graduates, what transversal competencies
are indicated by the specialized literature as the enhancers of employability, and which
methods are most commonly used to analyse this question in the international research.
Section 3 describes the methodology that was used for the systematic review, and Section 4
presents the results in terms of each research objective. Section 5 presents a discussion of
the results, in which they are compared to the most recent findings in the literature. The
final section presents some concluding remarks.

2. Literature Review
2.1. Employability of Higher Education Graduates in the Contemporary World of Work

Graduate employability has become a hot topic for Higher education institutions
(HEIs), and there are two main reasons why it has become so important. Firstly, in today’s
complex world, the social mission of HEIs must be aimed at constructing innovative higher
education that is able to reduce social inequality and enhance student leadership through
education in competencies for dealing with the challenges of the 21st century and Industry
4.0 [7,8]. In this regard, we should not forget that, in addition to integrated, pedagogical,
humanistic education [9], HEIs are responsible for preparing their students to effectively
enter the labour market [10,11]. Secondly, based on that mission, there is a need to adapt
study plans to “pedagogies for employability” [12,13], which contributes to training future
employees that are highly skilled and employable in a labour market that is in constant
flux [1,2,7,8,10,11,13-16].

Within this framework, HEIs operate within an uncertain scope of action that needs
integrative perspectives on employability. One definition that includes its different dimen-
sions was proposed by Clarke [17], who understands graduate employability as a construct
that comprises, “human capital, social capital, and individual behaviours and attributes
that underpin an individual’s perceived employability, in a labour market context, and that,
in combination, influence employment outcomes” [17] (p. 1931).

Beyond a view of employability that is restricted merely to access to the labour market,
the approach that guides the present study focuses on the importance of people’s capacities
to be able to contribute to the different contexts in which they act over the course of their
lives, which includes social and civic engagement, and economic and social interactions
through their work and careers [7,18].

In this regard, universities have a fundamental role in the awareness and development
of competencies, as that allows young graduates to be proactive in adapting to work and
to the personal and social circumstances that this entails [2,3,7,8,12,13,17,18]. Competence-
based curricula in HEIs help graduates to identify professional opportunities, to optimize
personal resources to find or secure the work that they want, and to act in various situations
where a common goal is sought [1,3,7,8,16-21].

Nonetheless, it is worth remembering that the current instability in the job market
significantly changes the opportunities for the professional development of graduates.
Nowadays, securing a job means understanding the transition to work as a complex
process in which, in addition to personal variables (educational attainment, technical and
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general skills, professional qualifications, etc.), there are a series of external factors, which
include the macroeconomic conditions of the market, employment policies, and the beliefs
and expectations of the employers [1,7,15,18,22].

Today, changes in the economic structure are visible in aspects such as: the fall in
the number of jobs in the manufacturing sector, and the increase in the number of jobs
in the service sector; the demand for a workforce that is highly qualified (with higher
education) and skilled (in terms of competencies); the increase in the mechanization and
automation of work in pursuit of digitization; occupational guidance towards a position of
employability security, which requires workers to adapt to unstable and changeable job
markets; and the polarization of the job market, which leads to notable differences in pay
between professions that require high levels of qualifications and others [7,23-25].

In addition, and although the options for working in so-called “high-skill” occupa-
tions have increased, there has been little or no growth in well-paid jobs since the year
2000, with even slower growth since the “Great Recession”, which began in 2008 [26]. In
consequence, there has been a rise of precarious work, which increases the insecurity in the
job market [1,27,28].

In this context, there needs to be a proper understanding of the concept of “employa-
bility”. Its definition addresses a person’s self-awareness of the competencies for moving in
social and occupational environments that are ever more unstable and turbulent and, there-
fore, there is a particular link to adaptability and resilience [1,7,15,18,21]. The graduates’
abilities to be aware of and respond to unpredictable environments leads to approaches
such as “protean career orientation” [29] and “boundaryless careers” [30], which empha-
size an individual’s capacity to adapt and manage changes in the face of the dynamic
modern-day job market [1,19].

2.2. Graduate Hiring Patterns: The Role of Transversal Competencies for Employability

In the hiring process, graduates’ lack of professional experience, together with the skill
mismatch between their education and the training needed for the job, mean that many
highly qualified young people experience long periods of unemployment, find low-paying
jobs, or face working with uncertain long-term prospects [28,31-33]. Added to that, there
are other factors, such as the growing number of workers with higher qualifications and the
risk of automation, which underscore the need for people to have high-level competencies
that allow them to grow within a company as organizations innovate and increase their
productivity [3,9,13,15,26,28,34,35].

Hence, for employers, “being capable” (trained and skilled) and “being someone”
(with broad social networks and links) are inherent to the job, and are, therefore, fundamen-
tal to graduate employability [28,36,37]. It is for precisely this reason that, in recent years,
the discourse in HEIs has focused on the proposal of actions to improve the competencies
and personal capital of graduates [6], which increases their ability to “be employable” and
to move self-sufficiently through their professional careers [1,3,7,13,17,18,37].

In this way, competencies are defined as valuable goals that are based on the com-
bination and mastery of new knowledge, styles of practice, and attitudes or values that
are desirable and formative [38], which makes up a fundamental part of the professional
and educational profiles of university graduates. Mertens [39] calls them “competencies
for employability”, and understands them to be those competencies that are needed in
order to choose a job, to stay in a job, or to find a new job. Nonetheless, it is worth noting
that the debate about competencies, which are understood as the development of skills
and abilities, is occurring at a time when the study of development economics means a
particular focus on the concept of “capacities” [40,41].

The importance of competencies for employability lies within an approach to human
capital where education and training are the most important investments [42,43]. They pro-
vide a set of marketable skills that increase business productivity, as well as lead to higher
salaries and better positions in the job market [3,31,42]. Therefore, if individuals—and their
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families—invest time and money on improving their educational qualifications and training,
they will increase their human capital and, therefore, improve their employability [21].

Similarly, in the context of the demand for highly qualified subjects with broad mas-
tery of competencies, the theories of signalling or filtering [44,45] have been posed as
alternatives in explaining hiring processes. These theories are based on the premise that
any hiring decision is made under conditions of uncertainty, and that it represents an
“investment decision” for employers. Because a person’s competencies cannot be directly
observed, those responsible for hiring have to base their evaluation of candidates on the
“signals” they provide. According to Forrier and Sels [46], those signals are the individual
characteristics or specific activities that the candidate offers that provide the employer
with the relevant information about specific capabilities. These include the professional
background (curriculum vitae), the academic background (educational qualifications and
participation in continued training), and the biographical characteristics (age, sex, family
situation). These signals provide the employer with an idea of the individual’s fit and
readiness for the job, which may increase the chances of them being hired [6].

However, the literature has already shown that hiring theories need a broader perspec-
tive [2], particularly because the hiring decisions of employers are made within a system of
beliefs and cognitive patterns [22], and under the institutional or cultural determinants of
the organization [47]. In fact, these theories may provide better explanations for the under-
representation or discrimination against certain groups in certain industries or sectors
because of gender or ethnicity, among other reasons [48].

According to these theories, in the uncertainty of the modern labour market, transver-
sal competencies are especially important, as they are a key element in determining the
opportunities that graduates may have to live and work productively and meaningfully
throughout their lives [7,18]. Although soft skills have been an important topic in the
scientific literature since the middle of the 20th century [42]—which has directly affected
the educational offerings of HEIs—recent studies have reported broad and persistent in-
creases in skill requirements since the “Great Recession”. This suggests that the demand
for competencies is here to stay, and that many more candidates will need high levels of
qualifications in order to compete in the 21st-century job market [5,35].

With that in mind, it could be argued that transversal competencies are becoming more
and more important, as they can show employers the graduates’ skills and personality
traits, as well as their fit to a position. Much has been written about what differentiates
transversal competencies from other types of competencies. Whereas “hard skills” refer to
technical and academic knowledge and the abilities needed to perform a certain job [4], “soft
skills” cover all of the generic or transversal competencies that reinforce an individual’s
employability in a dynamic, fluid, and uncertain market [5]. They can be defined as a
“dynamic combination of cognitive and meta-cognitive skills, interpersonal, intellectual
and practical skills” that “help people to adapt and behave positively so that they can deal
effectively with the challenges of their professional and everyday life” [49] (p. 67).

Empirical evidence indicates that soft skills—or “transversal competencies”—are
the most widely demanded by employers because they allow people to improve their
individual performances in various tasks while, at the same time, promoting personal
development and interaction with others. They are, in short, about knowing how to deal
with new situations, being creative, working in groups, demonstrating critical thinking,
being sociable, accepting responsibility, and demonstrating leadership [5,9,15,34,35,50].
Considering how important transversal competencies are as an element of human capital
and, therefore, as a key dimension of graduate employability [18,39], we may refer to them
as “transversal competencies for employability”.

It is worth recalling that the current job market is characterized by team-based and
service-oriented roles, which need more social skills than technical abilities [5,15,35]. There-
fore, we are now facing a paradigm shift in hiring processes, which have gone from focusing
on the mere evaluation of qualifications and technical skills that are related to a position, to
a more thorough assessment of each person’s capabilities [36].
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Internationally, there have been numerous initiatives aimed at analysing these com-
petencies within the framework of higher education. In Europe, the Tuning, REFLEX
and CHEERS projects [51-54] attempted to establish a predetermined list of transversal
competencies to evaluate graduate employability. Various classifications have also been
created in response to the attempts of researchers and politicians to define a consensus
list of the relevant competencies, such as SCANS in the United States [55], and the USEM
model in the United Kingdom [56]. To date, there is no explicit international agreement
about the most important transversal competencies for graduate employability, which has
increased the uncertainty surrounding the topic [3].

2.3. Evaluation of Transversal Competencies for Graduate Employability: The State of the Question

In the study of graduate employability, the scientific literature has paid significant
attention to the influence of factors such as qualifications, social capital, and institutional
reputation [37]. Nonetheless, in recent years, there has been notable emphasis by agencies,
businesses, and institutions on the evaluation of soft skills, which promote the employability
of university graduates [3,5,14,35].

From the perspective of human capital, these evaluations demonstrate the need to
analyse competencies that, as transversal overall occupations, are fundamental from the
point of view of multidirectional career paths, in which graduates need to know how to
intelligently manage their professional trajectories [30]. In turn, that would allow them to
avoid the mismatch between study plans in HEIs and the demands of the job market [31,32].

While there have been notable efforts to determine which transversal competencies
improve graduate employability, the literature still indicates various challenges. On the
one hand, there are few systematic reviews that focus on transversal competencies in
different parts of the world [3]. In most cases, the studies of employers have been very
specific (dealing with particular knowledge areas, occupations, or geographic regions)
and have used very small samples because of the difficulty of achieving large samples of
employers [57]. One example is the systematic review by Osmani et al. [58], which looked
at two specific sectors in the United Kingdom.

There are also systematic reviews that have incorporated the perspectives of students
and employers [14,59]. These studies may have notable biases, as there are clear differences
between the perspectives of the two groups about which competencies they feel to be
more important for employability [4,50]. Studies have also been published that include
grey literature, such as proceedings or publications in specific journals, which reduces the
quality and realism of the results somewhat [34]. Similarly, research on this topic should
consider the findings from the analysis of online recruitment posts, which, in our eminently
digital reality, contain useful descriptors for the evaluation of the hiring requirements, such
as information about the job, the required competencies, and the required professional
experience, among other things [60].

On the other hand, one of the main problems of the studies that evaluate transversal
competencies is the lack of a consensus classification that would allow for a comparison
of the occupational requirements at the national level. As was noted previously, in the
international context, there are studies with very different labels for competencies, and with
long lists or very short lists [3,14,16]. In addition, studies have used very different methods.
Some have evaluated competencies through indirect methods, such as the employers’
perceptions or satisfaction with the graduates’ skills, which clearly means that there is
subjectivity in the evaluation. In contrast, others have used direct methods, which focus
on directly asking the employers about their requirements, or on examining job adverts,
which allows for a less subjective analysis [3].

2.4. Study Aim

It is clear that the hiring processes of businesses are affected by many factors that
determine how graduates enter and stay in the world of work. This systematic review aims
to analyse which university graduates’ transversal competencies or soft skills are most
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highly valued by employers at the international level. It aims to contribute to the scientific
literature by analysing: the characteristics of employers who hire university graduates; the
methods that are used to analyse transversal competencies; the identification, definition,
and classification of those competencies; and the selection of the most important (Top 10
transversal competencies) for companies in today’s job market. The following research
questions (RQs) were formulated:

RQ1. What are the characteristics of the employers and organizations who hire university
graduates in the reviewed papers?

RQ2. What research instruments, techniques, and validated classifications do the studies
use to assess transversal competencies?

RQ3. What are the most commonly reported transversal competencies in the included papers?

RQ4. What transversal competencies do graduate employers value the most in the interna-
tional context, according to the reviewed studies?

3. Method

The Preferred Reporting Items for Systematic Reviews (PRISMA) [61] was used to
guide the methodology and the reporting of this systematic review. The PRISMA is a
collection of evidence-based items that helps to ensure the quality of the review process and
contributes to replicability. Using this protocol, we describe the criteria for the selection of
the articles, the search strategy, and the processes for the extraction and analysis of the data.

3.1. Information Sources and Search Strategy

The search was conducted between January and August 2021 using the Web of Science
(only Journal Citation Report [JCR] papers) and the Scopus databases, as they have the
greatest impact in the international scientific arena. The search was restricted to articles
that were published in English or Spanish between 2008 and 2018. This time period was
chosen because of the global economic decline that began in 2008. This recession raised
unemployment rates in various parts of the world, which led to strict requirements in
the “soft skills”. The data collection was conducted by three of the researchers separately
(J.G-A., AV-R,, and A.Q.-C.).

In order to gather the greatest number of eligible studies, we used a variety of search
and Boolean terms. More specifically, we used the equation: (skill* OR competenc*) AND
(graduat* OR undergraduat* OR higher education OR universit* OR college* OR degree*)
AND (job* OR employ* OR work* OR occupation*) OR (enterprise* OR compan* OR
industr* OR business OR firm*). The criteria were that the search terms were included in
the study titles, abstracts, or keywords.

3.2. Eligibility Criteria
The articles to be included in the systematic review were selected according to the
following criteria:

e  Publication type: Papers in journals that were indexed in Web of Science (JCR) and

SCOrus.

Time frame: Studies published between 2008 and 2018.

Population: Articles whose participants were graduate employers. Studies that did
not include university graduate skill assessments were excluded.

e  Context: Papers that included private or public organizations from different profes-
sional sectors in the international labour market.

o  Types of outcome measures: Studies that provided evidence on the assessment of
the “soft skills” that employers valued the most, as well as on the analysis of the
competency requirements in the hiring processes for university graduates. The review
only included studies that assessed competencies by using Likert-type scales, or that
analysed the skill requirements through job advertisements.

e  Study type: Articles that assessed the transversal competencies in the different pro-
fessional sectors with quantitative techniques and research instruments. For mixed
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studies, only the results that were obtained from using Likert-type scales or other
quantitative instruments were used. Previous systematic reviews or theoretical articles
were not included.

3.3. Data Collection Process and Quality Assessment

The review process had five phases. In the first phase, we identified 7417 abstracts,
which included duplicates. Of those, 3995 were taken from the Scopus database, and 3419
were taken from the Web of Science (JCR). A total of 2157 duplicates were removed, which
left 5257 articles.

In the second phase, we reviewed the titles and abstracts, which led to the removal
of 4998 articles because they did not fit with the study objective. That left 259 articles to
evaluate for eligibility.

In the third phase, the four authors (J.G.-A., A.V.-R., A.Q.-C., and D.P.C.) of this article
evaluated the contents of the studies and excluded those that did not match the study
questions that had been formulated. Discrepancies were resolved via the authors reaching
agreement. To avoid possible bias in the evaluation, the reviewers used “The BIAS FREE
Framework” [62]. Following this revision, 207 articles were removed, which resulted in
52 articles being selected. Figure 1 presents a flow diagram of the review process using the
PRISMA model [61].

'
g
2 Records identified through Records removed before screening:
% database searching (n = 7414) > Duplicate records removed
g (n=2157)
=
e ——
Y
)
Records screened (n=5257) »| Records excluded (n=4998)
on
g
g y Reports excluded:
g Reports assessed for eligibility o 1. Study type (n=23)
v _5e ¥l 2. Doesn't include employers’
(n=259)
perspective (n=101)
3. Doesn’t analyse university
graduates’ skills (n =27)
4. Doesn't analyse ‘soft skills’
e -
(n =56)
Y
'
4
] Studies included in review (n=
g 52)
g
e

Figure 1. Flow diagram of the reviewing process according to PRISMA. Adapted from Page et al. [61].

In the fourth phase, the information in the reviewed articles was coded by using
SPSS software (version 27.0). This covered variables such as the year of publication, the
geographical origin, the sample characteristics, the methodology/instrument, the types of
outcome measures, the professional sector/economic activity, the nature of the organization,
and the importance that employers placed on the transversal competencies that were
assessed. Table A1l (Appendix A) lists the articles that were included in the systematic
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review (n = 52), which were used to determine the results. The articles were organized via
a paper ID number.

Finally, in the fifth phase, a classification was established for the analysis of the most
highly valued transversal competencies in the studies. This began from the classification
proposed by Wagenaar [54] for organizing the different competencies. This classification
was an update of the classification that was established by the Tuning Project [52], which
is one of the most important in Europe. The objective of this project was to establish a
common international framework of competencies on the basis of the different knowledge
areas in higher education by differentiating the soft skills into three categories [52,54]:
instrumental competencies (cognitive, methodological, technological, and linguistic skills);
interpersonal competencies (skills in social interaction and cooperation); and systemic
competencies (presuming prior acquisition of the previous competencies, skills which
involve the combination of understanding, sensitivity, and knowledge).

Wagenaar [54] revised that initial classification by modifying and adding some new
transversal competencies, such as the ability to show an awareness of equal opportunities
and gender issues, the ability to act with social responsibility and civic awareness, the
commitment to the conservation of the environment, and the commitment to health, well-
being, and safety.

The starting point for the classification scheme in the present study was to use the
labels for each competency in Wagenaar’s [54] list, while also recording the nomenclatures
that were used in the reviewed studies. Given the huge diversity, some competencies had
to be recoded in order to include those that were not covered by the starting classification.
Following that, each competency was re-labelled on the basis of the term that was most
often mentioned (see Table A2 (Appendix B)). This phase resulted in a classification that
consistently brought together the diversity of the competencies that were found in the
reviewed studies.

Once the classification scheme was created, the next step was the analysis of the
transversal competencies that were most highly valued for university graduate employ-
ability by exploring the importance, both globally and by continent. The criteria for
determining which competencies were most highly valued was to select those in the Top
10 positions in the classifications of the studies. In papers with fewer than 10 items, the
competencies in the upper half of the list were selected. This method was chosen because
of the variety of the classifications and the research instruments that were used in the
reviewed studies.

3.4. Description of the Studies Included in the Review

As Figure 2 shows, the year with the most studies was 2016. The results show an
increase in the numbers of articles between 2015 and 2018.

10 9 10 9
8
6
4 4 4 4
4 3 3
. E =

2008 2009 2010 2011 2012 2013 2014 2015 2016 2017 2018

Figure 2. Frequency of publication of the studies in the review by year.

The consequences of the “Great Recession”, which affected all professional sectors all
over the world, may be one of the reasons for the growing research interest in analysing
the competencies that improve employability in the areas that demand high qualifications.
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We also performed a relational analysis between the knowledge area and the journal
impact factor (see Figure 3).

Figure 3. Knowledge areas by journal impact factor.

There were more publications from the Scopus database (1 = 34), with Business (n = 20)
and Education (n = 18) being the knowledge areas with the most publications. There was a
balance between Education, Business, and Economics in Scopus and JCR. In contrast, there
were publications in the areas of Social Sciences, Sports, Engineering, and Tourism only in
Scopus, whereas Biology, Geography, and Psychology were found only in JCR.

4. Results
4.1. Characteristics of Employers and Organizations Hiring Graduates in the Reviewed
Studies (RQ1)

In order to describe the characteristics of the employers, we analysed the personal
(country, gender, age, and qualifications) and professional (years of experience, position,
professional sector) dimensions.

The initial analysis of the personal dimension showed that most of the studies took
place in the United States (9), Malaysia (8), and Spain (6). Almost half of the sample
of employers came from these regions in the cross-national context (see Figure 4). The
distribution by continent was as follows: Asia (17), Europe (14), America (9), Oceania (6),
and Africa (3).
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P

Figure 4. Worldwide distribution of employers in the studies. The samples in three of the studies
included employers in various geographical regions, and therefore they were not included in the
cross-national analysis.

Continuing with the analysis of the sociodemographic variables, we observed that
there was little attention paid to the employers’ gender, age, or qualifications. Bearing in
mind that these variables determine their belief systems, this may indicate a bias in the
evaluation of transversal competencies.

Only a quarter of the studies (13) refer to the gender variable. In 70% of these studies,
the majority of the employer samples were men. The other 30%, where women were the
majority, were in traditionally female sectors. In terms of age, only seven studies indicated
this variable, with 30-50 years being the most commonly reported age range. Lastly, only
five studies noted that most employers had bachelor’s degrees or higher.

A second analysis, which focused on the professional dimension, showed that the
employer sample had moderate experience, of at least five years on the job. Nonetheless,
once again these data are open to more exploration, as few studies (5) looked at this variable.

In terms of the employer occupations, Table 1 shows that the greatest number (42%)
were company managers or human resources managers. There were also a number of
studies that report mixed profiles of occupations, with 15.4% combining company managers,
human resources managers, and human resources staff. That said, it is worth noting that
many of the studies (36.5%) did not include this information. This reflects the scant concern
in the literature with regard to analysing how the positions of employers determine their
belief systems [22], and thus their decision-making in the hiring process.

Table 1. Employers’ positions in the studies analysed.

Employers’ Positions n %

Company managers 11 21.2
Human resources managers 11 21.2
Human resources staff 3 5.7
Company managers, human resources managers, and staff 8 15.4
Not indicated 19 36.5
Total 52 100

Table 2 indicates the most commonly represented sectors, which were professional,
scientific, and technical activities (25%), manufacturing (13.5%), information and com-
munication (7.8%), and financial and insurance activities (7.8%). However, the highest
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percentage were studies that looked at miscellaneous professional sectors (28.8%). In
general, university graduates usually enter professional sectors that are highly qualified.

Table 2. Employers’ professional sectors in the studies reviewed.

Professional Sector n %

Manufacturing 7 13.5
Wholesale and retail trade 2 3.8
Transportation and storage 1 1.9
Accommodation and food service activities 1 1.9
Information and communication 4 7.8
Financial and insurance activities 4 7.8
Real estate activities 1 1.9
Professional, scientific, and technical activities 13 25

Administrative and support service activities 1 1.9
Human health and social work activities 1 1.9
Arts, entertainment, and recreation 1 19
Miscellaneous 15 28.8
Not indicated 1 1.9
Total 52 100

In terms of the types of organizations, there was again evidence of little concern about
including this variable. Only 57.5% of the studies mentioned whether their samples of
organizations were public or private. In addition, even in those studies that used private
companies, almost half (43.3%) included public institutions in their analyses. This may
be due to the easier access to samples of the employers in the public sector. Because of
the nature of the sectors, the assessments of the required competencies by public sector
organizations may well be different to those of businesses in the private sector.

Looking at the sizes of the businesses, there were many microbusinesses and small
businesses. This may be a strength of this review, as these types of organizations are the
most common at the global level. That being said, this variable was not often consid-
ered, and it only appeared in a minority (21.2%) of the studies. The studies did not use
the standardized classifications of the business size, such as the one established by the
OECD [63].

4.2. Prevailing Research Instruments, Techniques, and Validated Classifications Used to Assess
Transversal Competencies (RQ2)

The review shows that the most widely used methods for assessing employability
skills were indirect (75%). The employers evaluated transversal competencies via inferred
information (which focused on the importance, the indicators of employability, or the
expectations of the competencies required for the job) [3]. In contrast, only 25% of the
studies conducted any direct evaluation of the skills required for the job (by focusing on the
assessment of the hiring criteria by asking employers). In this direct evaluation, there were
a large number of studies that focus on the analysis of the contents of job advertisements.

With regard to the techniques and instruments that were used for assessing the
transversal competencies (see Table 3), the most common were questionnaires (71.1%), or
questionnaires in combination with other data collection tools (15.4%).

Overall, 84.6% of the studies included a scale for evaluating transversal competencies.
These were generally Likert-type scales, with ranges from 2 to 10, although the majority
used 5-point scales (54.5%). We also identified four classifications of transversal competen-
cies that were recognized in the literature and by international institutions: Tuning [52],
CHEERS [53], SCANS [55], and the USEM model [56]. Nonetheless, most of the studies
used independent classifications, which makes an international comparison much more
difficult because of the wide range of labels that are used for the competencies.
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Table 3. Data collection instruments and techniques in the studies reviewed.

Techniques and Instruments n %

Questionnaire 37 71.1
Interviews 2 3.9
Questionnaire + interviews 4 7.7
Questionnaire + discussion group 1 1.9
Questionnaire + interviews + discussion group 2 3.9
Content analysis: job advertisements 5 9.6
Delphi technique + content analysis + questionnaire 1 1.9
Total 52 100

4.3. Most Commonly Reported Transversal Competencies by the Included Papers: A Classification
Proposal (RQ3)

One of the key points of our analysis was to examine the most commonly reported
soft skills in the scientific literature, and one of the main aims of the review was to identify,
define, and classify those skills. We created a unified classification of 41 transversal com-
petencies from the labels that were gathered from the reviewed studies, and we grouped
them into five different dimensions: Job-related basic (JRB) skills, Self-management (SM)
skills, Socio-relational (SR) skills, Entrepreneurship (ENT) skills, and social and profes-
sional responsibility (SPR) skills. Table A2 (Appendix B) presents a description of each
competency, including the different names and labels that are used in the literature. A
proposed classification of the transversal competencies that resulted from the systematic
review is given below (see Table 4).

Table 4. Classification of the transversal competencies analysed by the reviewed studies.

Competency Paper ID ! N2
9 JRB1. Basic skills: literacy, numeracy, oral and written 1,2,3,5,6,7,8,9,10,11, 12, 13, 14, 15, 16, 17, 18, 19, 20, 21, 22, 23, 1
E & communication 24,26,34,36,37,39,40, 41, 42,43, 44, 45, 46, 47, 48, 49, 50, 51, 52
-4
T= 1,2,3,4,6,7,8,10,12,13,15,16,17,18, 19, 20, 22, 23, 25,27, 28
[T . . Py : y &y 9y %2, 09, 4,0, ’ 7 ’ ’ '’ 7 7 7 7 7 '’ 7 7 7
;ﬁ 2 JRB2. Basic and job-specific ICT and computer skills 30, 31,33, 34, 36, 37, 38, 39, 40, 41, 43, 46, 47, 49, 51, 52 37
,E % JRB3. Basic knowledge and skills of the field and the 2,4,5,6,8,11,15,16,17,18, 19, 20, 22, 27, 29, 31, 33, 34, 35, 36, 37, 30
= profession 38,39,42,43,45,47,49, 51, 52
. . 1,2,3,4,5,6,7,9,11,13,14,17,19, 20, 21, 23, 24, 26, 28, 29, 30, 31,
SM1. Problem-solving skills 32,34,37, 39, 40, 42, 43, 46, 48, 51, 52 33
- - . 1,2,3,5,6,7,9,10,13, 15,17, 18, 22, 24, 29, 30, 32, 33, 36, 38, 39,
SM2. Flexibility and adaptability skills 40,42, 45, 46, 47, 48, 49, 50, 51 30
. . 1,5,6,7,8,9,12,13, 14, 15,16, 17, 18, 20, 23, 24, 25, 29, 31, 34, 36,
SM3. Analytical skills 39, 41,42, 43,47, 51 27
a . . . 1,2,3,4,10,15,17,18, 19, 21, 22, 24, 25, 26, 28, 29, 35, 36, 39, 42
SM4. Life-long learning skills S e e L T T T ey Ry ey 24
% & 8 45,47,48, 51
= SMS5. Critical thinking skills 1,3,5,13,14, 18,19, 20, 23, 27, 28, 30, 32, 36, 39, 41, 43, 47,49, 51 20
'é SMé. Information management skills 1,8,10,12,14, 18, 20, 22, 27, 29, 34, 35, 36, 39, 42, 43, 45, 51 18
=
°E‘ SM7. Organizational skills 1,3,4,5,6,10,17, 18,22,23, 24, 25,29, 35, 39, 42, 43, 51 18
gﬂ SM8. Time management skills 2,7,15,18,19,23,24,27,32,35,37,39, 42,43, 46, 51 16
<
g SM9. Decision-making skills 1,2,3,4,10,18,23,29,31, 35,39, 44,47, 48, 52 15
% SM10. Positive attitude and motivation 1,12,17, 20, 24, 29, 30, 38, 39, 40, 43, 47, 48, 50, 51 15
»n
SM11. Ability to apply theory into practice 1,8,11,15,17, 18, 22, 24, 29, 36, 39, 51, 52 13
SM12. Ability to work independently 1,3,4,5,18,29,32,35,39,40, 42, 48, 51 13
SM13. Emotional intelligence 3,5,10,11,17,18, 20, 22, 30, 39, 42, 48 12
SM14. Career management skills 3,5,10,13,21,22,27,30, 34,42, 44 11
SM15. Multidisciplinary knowledge 15,19, 27, 36, 47, 51 6

SM16. Multitasking

18, 20, 32, 35, 43 5
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Table 4. Cont.

Competency Paper ID ! N2

SR1. Teamwork skills

1,2,3,4,56,7,8,10, 11, 15, 16,17, 18, 19, 20, 22, 23, 25, 26, 27, 28,
29, 30, 32, 33, 34, 36, 37, 38, 39, 40, 42, 43, 44, 45, 46, 47, 48, 49, 50, 43
51,52

1,5,7,9,11,12,13,17,18, 19, 22, 23, 24, 29, 30, 31, 34, 35, 36, 37,

% SR2. Interpersonal skills 39, 40, 41, 42, 43, 45, 46, 47, 49, 50 30
:—g SR3. Foreign language skills 1,2,4,6,9,14, 15,19, 20, 23, 25, 27, 36, 38, 39, 46, 51, 52 18
";“ SR4. Oral presentation skills 14, 19, 20, 23, 27, 30, 32, 36, 37, 39, 43, 49, 51 13
:‘E SR5. Negotiation skills 2,8,10,15, 18, 20, 25, 36, 39, 42, 43, 51 12
’E SR6. Knowledge-sharing skills 1,3,5,9,10,19, 20, 36, 51 9

é SR7. Ability to work with diversity and multiculturality 1, 3,10, 18,19, 20, 30, 42, 51 9
SR8. Networking skills 17,27,38 3

SR9. Ability to work in an international context 33,45,51 3

£ ENTL Leadersip skills R S Ry A
§ L% ENT?2. Creativity and innovation skills 1,2,3,4,5,8,9,10,13, 14, 15, 21, 29, 32, 33, 38, 39, 42, 48, 49, 52 21
) ENTS3. Project design and management skills 1,3,5,8,10,12,15,16, 19,27, 28, 35, 39, 41, 43, 45, 51 17
_g% ENT4. Initiative and entrepreneurial spirit 1,3,5,10,11, 14, 15,17, 18, 20, 26, 27, 28, 31, 38, 43, 51 17
‘5 ENTS. Taking risks 5,20, 22 3
. SPRI. Ethical working 1,9,10,11, 18,19, 20, 22, 26, 28, 29, 33, 34, 37, 40, 41, 42, 47, 49, 50 20

T;“ é SPR2. Responsibility 2,3,10,11, 15, 18, 22, 29, 34, 36, 38, 39, 45, 48, 50 15
'é g SPR3. Professionalism 19, 22,24,27,33,39,44,47,49, 50 10
éi SPR4. Concern about quality and improvement of the work 1,3,15,18,19, 29, 37,43, 49 9
"g E SPR5. Social awareness and responsibility 5,19, 28,39,49, 51 6
= @ SPRé6. Environmental sustainability awareness 5,19, 20, 28, 39, 49 6
;;)g % SPR7. Commitment to health and safety 19, 22, 24,27, 45,49 6
™ SPR8. Gender awareness - 0

! The “Paper ID” column presents the number of studies that assessed each competency. > Column “n” indicates
the number of studies that assessed each competency.

The first dimension, Job-related basic (JRB) skills, groups the knowledge and skills
that are needed to effectively perform the job and ensure business productivity. This is
the traditional dimension of employability that HEIs have concentrated their efforts on,
with study plans that encourage the acquisition of knowledge and skills from a decidedly
vocational “professionalization” approach, which facilitates the future graduates’ readiness
for work [4,18,64].

The second dimension, Self-management (SM) skills, covers the essential skills that
allow graduates to manage themselves and to operate self-sufficiently in their profes-
sional and personal lives. It is a key dimension, as it allows graduates to adapt to the
socio-professional world and to make decisions throughout their lives [1,7,15,18,21]. This
dimension underscores the need for university graduates to approach employability for
boundaryless careers in the face of the complexity of the modern job market and social
environment [29,30]. It also highlights the importance of “professional identity”, which
is the way in which individuals are seen, and the way in which they see themselves, in
social and professional settings [7,19]. This dimension corresponds to a person’s ability to
learn to learn, and it is one of the weak points in the educational offerings of HEIs, which
should use their institutional policies to articulate experiences that show that learning is a
continual, life-long path [18].

The third dimension, Socio-relational (SR) skills, addresses the fundamental skills for
responding to situations and contexts that require compromise, agreement, and under-
standing in global environments. It includes competencies that are focused on working in
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teams and that are aimed at achieving social engagement, which is only possible through
actions that pursue common goals in various socio-professional settings [14,65]. Given how
important this is, HEIs should encourage co-operative learning in university education as a
strategy to improve graduate employability [66].

The fourth dimension, Entrepreneurship (ENT) skills, stands out in the policy agenda,
as there are frequent references to the need to have entrepreneurial graduates. Clearly,
these are essential skills for work, as leadership, initiative, and creativity drive innovation
in a knowledge economy [67]. This means that it is important for HEIs to include specific
programs in their plans of study that are aimed at improving graduate entrepreneurship,
as this is a key dimension of employability [67,68].

Finally, the fifth of the dimensions, Social and professional responsibility (SPR) skills,
is about the need to train people who can be committed and socially responsible in the face
of the discrimination and social injustice that characterizes a competitive individualistic
society. This dimension is linked to the discourse in HEIs where there are more and
more educational activities and approaches, such as service-learning, which is aimed
at promoting social responsibility and the achievement of the Sustainable Development
Goals [69,70].

Looking at all of the transversal competencies together, the most commonly collected
for assessment were, in order of frequency, SR1, JRB1, JRB2, ENT1, SM1, JRB3, SM2, SR2,
SM3, SM4, ENT2, SPR1, and SM5. This shows that the JRB dimension is essential for
graduate employability. Logically, the fact that they are fundamental to performing the job
makes them indispensable for employers. Following that, the SM dimension was also well
represented, although to a lesser extent. Problem solving (SM1), flexibility (SM2), analytical
ability (SM3), lifelong learning (SM4), and critical thinking (SM5) are the necessary skills for
graduates that will allow them to face the challenges of a complex and unstable job market.

Although a number of studies collected information about working in teams (SR1),
leadership (ENT1), interpersonal skills (SR2), creativity (ENT2), and ethical working (SPR1),
most of the components of the dimensions they belonged to (SR, ENT, and SPR) were
scarcely mentioned. This suggests that, despite their professional and social importance
in a globalized labour market, they remain in the background in the literature. Examples
include the ability to work in an international context (SR9), networking skills (SR8), taking
risks (ENT5), and gender awareness (SPRS).

4.4. The Transversal Competencies Employers Valued Most in the International Context, According
to the Reviewed Studies (RQ4)

Starting from the classification of the transversal competencies above (Table 4), we
reviewed which of them employers had identified as the most important in terms of
graduate employability. We performed a general analysis first, in order to determine which
competencies were most highly valued in the international context, and then we performed
the analysis, which included the continent variable. The competencies that were most
important to the employers are listed in Table 5. For a more in-depth analysis, we compared
the percentages of the most highly valued competencies and the frequencies with which
they were included in the studies, according to the data in Table 4.

There was a clear relationship between inclusion and value, except for ethical working
(SPR1). As already noted, the dimension of Social and professional responsibility (SPR)
skills that contains this competency was the one that received the least amount of attention
from the literature. Despite this, this result should be taken with caution, as even though it
was not often collected, it was in the Top 10.

There were also three competencies that were often included in the studies, but that
employers did not value so highly: leadership skills (ENT1), creativity and innovation
skills (ENT?2), and critical thinking skills (SM5). The first two of these, which are part of the
Entrepreneurial (ENT) skills dimension, were particularly surprising. In a labour market
with a high risk of automation, where one of the key factors for employability is the ability
of the worker to lead and propose creative and innovative solutions [71], one might have
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expected the employers to value these skills very highly. The low valuation of the third skill
is also an important finding, as, in the knowledge society, people must be able to assess the
veracity of information and avoid possible bias.

Table 5. Top 10 most important transversal competencies for employers in the cross-national context.

Competency ! Valued (%) Included
JRB1. Basic skills: literacy, numeracy, oral and written communication 1(73.1%) T
SR1. Teamwork skills 1(67.3%) 0
SM1. Problem-solving skills 1(51.9%) T
SR2. Interpersonal skills 1 (46.2%) T
JRB2. Basic and job-specific ICT and computer skills 1 (38.5%) T
SM4. Life-long learning skills 1(36.5%) T
JRB3. Basic knowledge and skills of the field and the profession 1 (34.6%) T
SM2. Flexibility and adaptability skills 1(32.7%) 0
SM3. Analytical skills 1(28.8%) T
SPR1. Ethical working 1(25.0%) 1
ENT1. Leadership skills 1 (23.1%) T
SPR2. Responsibility 1 (23.1%) 1
SM7. Organisational skills 1 (23.1%) 1
SMB8. Time management skills 1 (21.2%) +
ENT?2. Creativity and innovation skills 1 (21.2%) T
SM6. Information management skills 1 (21.2%) I
SMB5. Critical thinking skills 1 (19.2%) T
ENT4. Initiative and entrepreneurial spirit 1 (17.3%) 1
SR3. Foreign language skills 1 (15.4%) J
SM9. Decision-making skills 1 (15.4%) 4
SM11. Ability to apply theory into practice 1 (15.4%) 1
SM12. Ability to work independently 1 (15.4%) 1
SM13. Emotional intelligence 1 (13.5%) 4
SPR3. Professionalism 1 (13.5%) 1
SM14. Career management skills 1 (11.5%) I
SR4. Oral presentation skills 1 (11.5%) +
SM10. Positive attitude and motivation 4 (11.5%) J
SR6. Knowledge-sharing skills 3 (7.7%) I
ENTS3. Project design and management skills 4 (56.8%) 4
SPR4. Concern about quality and improvement of the work J (5.8%) 1
SR7. Ability to work with diversity and multiculturality 1 (3.8%) +
SM16. Multitasking 4 (3.8%) +
SPR5. Social awareness and responsibility 3 (1.9%) J
SPR7. Commitment to health and safety J (1.9%) 1
SM15. Multidisciplinary knowledge 4 (1.9%) +
ENTS5. Taking risks 3 (1.9%) +
SR9. Ability to work in an international context - (0%) 1
SPR8. Gender awareness - (0%) -
SPR6. Environmental sustainability awareness - (0%) +
SR5. Negotiation skills - (0%) 1
SR8. Networking skills - (0%) 1

! The data about how companies valued competencies and their inclusion in the studies are given in two columns.
The left-hand column shows the overall percentage valuations from the employers. The right-hand column shows
how often each competency was used in the studies. In both columns, the arrows indicate greater (1) or lesser ({)
importance or frequency. The ten most highly valued competencies by the employers are indicated in italics. In
terms of the frequency of inclusion, competencies marked with 1 were used in 20 or more studies, according to
the data in Table 4.

The competencies that were less valued and less often included in the studies included
those that refer to working in culturally diverse contexts (SR7), emotional competency
(SM13), social responsibility (SPR5), and networking skills (SR8). This indicates that
employers focus on the skills that are related to a candidate’s fit to the job, and that are
aimed at promoting better productivity, and they focus less on the skills that involve the
workers’ personal and professional growth.
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We continued by analysing the most highly valued transversal competencies by
continent (see Figure 5) in order to determine the similarities and differences in how
they were valued, according to geographical region.
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Figure 5. Transversal competencies that employers valued most by continent.

The figure above shows that some of the competencies were important in various
continents, whereas others were only specifically required in one. On the basis of these
results, we can highlight a series of transversal competencies that are valued by employers
in various geographical regions:

e Transversal competencies that are important on 4-5 continents: These deal with the
basic job performance (JRB1, JRB2), the effective interaction with teams (SR1, SR2),
and problem solving (SM1).

e Transversal competencies that are important on 2-3 continents: These refer to au-
tonomous learning and the adaptability to a changing labour market (SM2, SM3,
SM4), job-related knowledge and technical skills (JRB3), ethical working (SPR1), and
leadership skills (ENT1).

e Transversal competencies that are important on 1 continent: These are linked to the
specific behaviours of the different economies in each continent, such as: the ability
to put theory into practice (SM11) and responsibility (SPR2) for Europe; the ability
to manage one’s own career (SM14) and an enterprising spirit (ENT4) for Africa;
critical thinking (SM5) and a professional attitude (SPR3) for America; information
management skills (SM6) and creativity (ENT2) for Asia; and emotional intelligence
(SM13) for Oceania.

Analytical skills (SM3) and basic knowledge and skills related to the field and the
profession (JRB3) are also worth mentioning. The former appeared in the Top 10 in Africa,
Asia, and Oceania, whereas the latter was common to Europe, America, and Oceania. Other
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relevant findings include leadership skills (ENT1), which only appeared to be highly valued
in America and Asia; flexibility and adaptability (SM2), which are valued in Oceania and
Europe; and ethical working (SPR1), which is valued in Oceania and America. Oceania
was notable, with the presence in 11 of the 12 groups of the competencies in Figure 5.

5. Discussion

This article aimed to illustrate how transversal competencies are estimated from the
perspective of employers in the international context. More specifically, we examined
the characteristics of the employers and the work-related requirements in those economic
sectors that require high levels of qualifications [72]. The study has given us an overall
picture of the academic literature on this subject, especially in relation to the publications
by geographical region, the study variables, and the methods that were used to evaluate
the competencies.

It is worth noting, first, that the studies that we reviewed were not equally distributed
geographically. There were fewer studies published in certain regions, which corresponds
to the findings that link the journal impact factors with the limitations for authors from non-
English-speaking countries [73]. Although indexing papers provides some assurance of the
quality of the publications and advances the results, it also means the under-representation
of certain parts of the world [14].

One notable concern that was raised by the analysis of the employers who hire grad-
uates at the international level (RQ1) was that very few studies identify the employers’
sociodemographic (gender or background) or professional (position) variables. These are
questions that deserve particular attention because of their links to the power relationships
in the workplace [74,75].

Women were seen to be under-represented in management positions, which may
mean bias in the evaluation of the competencies [76], while workers often related good
management with predominantly masculine characteristics [77]. Similarly, the literature
indicates that, during the hiring for low-power roles, men can react negatively to female
applicants as they perceive them as threatening [74]. Gender bias in hiring decisions, which
particularly affects male-dominated occupations, such as engineering and IT, may have
negative consequences in terms of salary, progression, professional status, and personal
life [75,78,79].

Considering the impact of individual employer characteristics and belief systems on
hiring processes [22], researchers should examine this issue more deeply, and should avoid
biases in the interpretation of information. This should also be extended to the profiles of
the graduates that organizations hire, as, when looking at the hiring process, gender and
origin are the variables that may be associated with increased discrimination [48,74,79,80].
In this regard, international scientific authorities recommend that more women should be
on hiring committees to reduce the biases in the skill requirements during hiring [75,81].

The same happens with the organizational characteristics (RQ1), as the review also
shows that there is little concern in the literature for identifying the sizes or types of
organizations, or the professional sectors that employ graduates. This is another significant
challenge because the variables that are related to the organizational or institutional context
determine the level of importance that employers place on the soft skills [47]. In this
regard, it was concluded that, in the European context, large international organizations
have greater requirements for competencies, which is why we can talk about “reputational
recruiters” [37].

Most of the studies that are included in the review used indirect methods to assess
the transversal competencies from the employers’ perspectives (RQ2). This is an issue that
requires some caution, as the direct methods, such as the analysis of the job requirements,
mean that there is greater objectivity for the evaluation compared to indirect methods,
which are focused on assessing the satisfaction, importance, or expectations of the graduate
skills, which calls for employers to make more subjective assessments [3].
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In recent years, there has been growing interest in incorporating validated scales into
the evaluation of employers’ skill requirements. According to the results of our review, this
is an issue that the scientific literature should take greater note of, as more inclusion or less
inclusion of competencies can determine how they are assessed: if a competency “doesn’t
exist”, it cannot be evaluated [82].

Given the wide range of scales that were used in the studies we reviewed, it is rea-
sonable to conclude that there is a need to move towards defining consensus scales that
will allow for an international comparison, and to avoid the mismatch between what
universities provide and what businesses require [3]. In fact, the lack of international classi-
fications was one of the main reasons behind our objective of identifying and classifying
the transversal competencies (see Appendix B), which follows on from the research efforts
of the other systematic reviews on the subject [14,34,58,59].

One of our most important findings in this regard was the clarification of the grouping
of the dimensions of the “soft skills” for graduate employability in the international context
(RQ3). From this, we examined the competencies that employers valued most highly
(RQ4), and we found various results that merit discussion here. It is important to note that,
although we were able to identify some of the skills that were highly sought after in all of
the sectors and geographical regions, there were large differences in the considerations of
the different dimensions.

In part, this may be because there are certain contextual variables that mediate the
importance that is placed on the skills that are needed for a job. The need for any given
competency has been shown to be strongly affected by the employers’ economic policies
and belief systems [37,72], which may underlie the differences that we found in the sys-
tematic review. However, research into the contextual factors and what they mean for
the assessment of transversal competencies is a line of analysis that is still in its early
stages [14].

As we have seen, the three competencies that make up the dimension of Job-related
basic (JRB) skills were highly valued. In a globalized economy such as ours, it makes sense
for digital skills to be highly sought-after [83,84]. We saw the same with communicative
skills, which employers have also indicated as fundamental for graduate employability
in other systematic reviews on the subject [14,34,59]. In a similar way, we found studies
that justified the high value that is placed on the competencies that are related to specific
job-related knowledge, which indicates that graduates should have skills that are related to
their occupation [85], as well as be able to apply specific subject knowledge [86].

Given how important this dimension is in the process of entering the job market, there
is a need to understand how teaching practices can contribute to developing it and making
it into a potential core activity in HEIs. Following the same line, various studies have
highlighted the importance of work experience in preparing university students in real
workplace settings, as it encourages contact with reality and promotes opportunities to
develop this group of skills [14].

In terms of the dimension of Self-management (SM) skills, we found that employers
valued problem solving, life-long learning skills, flexibility and adaptiveness, and analytical
skills. This is consistent with the current occupational guidance, which demands workers
who can adapt to changing job markets [7,24]. This dimension of competencies requires
exactly that self-awareness of personal skills, which allows for movement in evermore
uncertain social and occupational settings [1,15].

In this regard, career management has become an important skill, as it allows subjects
to guide their own professional pathways in a constantly evolving job market [18,19].
Despite this, our review shows that the employers did not place great value on competencies
such as career management skills. In the current job market, this is fundamental from
the point of view of multidirectional career pathways, in which graduates must know
how to consistently direct their professional lives [30]. However, businesses seem more
interested in the competencies that help subjects to behave appropriately and effectively in
difficult situations and deal with a complex labour market—the "professional development
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competencies”, according to Bridgstock [7]—but they are less invested in the competencies
that are focused on career management.

The competencies that the employers valued most highly in the Socio-relational (SR)
skills dimension were teamwork and interpersonal skills. Our results are consistent with
the results from the systematic reviews by Abelha et al. [14], Fajaryati et al. [34], and
Sarfraz et al. [59], in which the ability to work in a team appeared as one of the most highly
valued competencies by employers. Itis clear that the current labour market is characterized
by roles that need high levels of social interaction skills [5,15,35]. However, the scientific
literature also pays particular attention to the influence of factors (such as the effect of
social capital on employability) that are directly related to interpersonal competencies [37].

In this same dimension, we found that there is little value placed on competencies
such as foreign language skills, the ability to work with diversity and multiculturality,
and the ability to work in an international context. This is in line with the results from
Sarfraz et al. [59], who report that global citizenship skills and the skills that are needed
for working in multicultural contexts were not considered important by employers. It is
surprising that, in such an interconnected economy, which demands evermore mobility and
internationalization as the essential factors in training and capturing talent, this group of
competencies is not considered so important. In fact, it has been shown that, in favourable
conditions, experiences of mobility can have a signalling effect on hiring decisions, which
reflects a specific personality and skill set that employers appreciate [87-89].

On a different note, the competencies that make up the Entrepreneurship (ENT) skills
dimension were generally not highly valued, despite being assessed in a notable propor-
tion of the studies that we reviewed. This is in contrast to the fact that entrepreneurship
has become an important topic for the scientific literature, as many studies have deter-
mined its influence on the processes of entering the world of work [71,90,91]. Nowadays,
entrepreneurship boosts both the promotion of employment and the dynamization of
economies, as it allows subjects to recognize job opportunities and to generate innovative
ideas and projects [92].

One of the competencies in this dimension that stood out was leadership, as it was
more highly valued than the others, although it did not reach the Top 10. It is very common
to find studies in which leadership skills are linked to entrepreneurial skills, with the
understanding that they allow people to motivate, persuade, and guide others towards
specific objectives [93].

Our review shows that, for the final dimension, Social and professional responsibility
skills (SPR), studies indicated high value placed on the ethical working competency. Ethical
working, and similar values, have become key components in the modern job market. Con-
sistent with this, at the international level, is a clear and growing concern for universities to
prioritize educating responsible citizens who have social consciences, and who are able to
perform their work from a perspective of ethical engagement [94-96].

It is clear that graduate employability has become a great challenge for higher educa-
tion. As we have seen, the socio-occupational framework in which the professionalizing
dynamic of universities has become prominent is characterized by rapid changes that are
based not only on economic circumstances, the jobs on offer, or the demands of work, but
also on the attitudes, abilities, and social factors that are key for employability.

As a consequence, HEIs have to adapt study plans with what has been called, “peda-
gogies for employability” [12,13], with consideration to those core competencies that are
more likely to be highly valued by employers. This means opening up universities to the
outside world and involving society and the economic world in the educational process. In
other words, universities must take advantage of, and provide graduates with, knowledge
of the immediate surroundings, which means that the creation of curricula must consider
the specific demands that the job market has for them.
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6. Conclusions

With this study, we provide a systematic review of university graduates’ transversal
competencies and employability. The paper has two main issues of interest. One is the
identification of the transversal competencies that employers value most highly in the cross-
national context. The other is the definition of a unified classification that may contribute
to future studies about the evaluation of transversal competencies, especially given the lack
of consensus in the literature in terms of the terminologies, definitions, and importance.

This classification will enable the comparison of this group of competencies in interna-
tional research, and it will also serve as a mechanism for the assessment and monitoring
of student learning in universities. It could, therefore, be an instrument for quality im-
provement in HEIs, evaluation agencies, and public policy. It may also be a significant
contribution to unemployed young people or adults and those transitioning into work, as
it allows the changes in the competency requirements to be seen during the time frame that
is covered by the study.

We conclude that universities still have work ahead of them in improving the employ-
ability of their graduates. HEIs should move away from a solely vocational or professional-
izing approach towards one that helps to provide graduates with the personal resources
they need for personal and professional development over their whole lives. In this regard,
there are clear limitations to the current study plans when it comes to helping graduates
face multidirectional professional pathways. It is in this context that the “pedagogies for
employability” makes the most sense, by allowing universities to include active method-
ologies in the education they offer, and by strengthening the links between academia and
the socio-occupational reality.

As with all research, this systematic review has limitations. In particular, the variety
of the classifications that are used in the studies we reviewed was a challenge for the
analysis of the competencies that the employers valued most highly. In this regard, the
classification of the transversal competencies that we produced allows us to resolve this
issue by integrating the various labels into a single approach, which is structured in five
large dimensions of employability.

Another limitation is the lack of agreement about which variables affect graduate em-
ployability, which made a comparative analysis of this topic impossible. This was the case
for variables such as the employer characteristics (gender, age, background, professional
experience, etc.) and the organizational characteristics (professional sector, ownership,
size, location etc.). Even though these variables have been identified as determinants in
the literature, they were not sufficiently collected in the studies that we reviewed to allow
generalizable conclusions to be drawn. There is no doubt that research should continue to
move forward, and that it should include and analyse these variables in order to offer a
more realistic view of university graduates’ transition to work.

At the prospective level, the aim is to continue this line of research by validating the
proposed classification of the transversal competencies. This would allow for studies about
the development and acquisition of these competencies, and it would encourage follow-ups
of the students’ education by professionals, HEIs, and assessment agencies. In addition, it
would allow for comparative analyses between the education that universities offer and
the demands of the job market, and for the identification of potential skill mismatches, and
the need for academia to take preventive or corrective action.

This study clearly contributes to the topic of graduate employment in competency
terms. We must not forget that, nowadays, graduates face high levels of occupational
uncertainty, which translates to high rates of unemployment, low salaries, overqualification,
temporary contracts and, in short, precarious and fragmented professional careers. This
issue, in the framework of the third mission of HEIs, must lead to efforts to accompany and
guide graduates on one of the most critical stages of their lives: the transition to work.
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Appendix A

Table Al. Summary of the studies included in this review.

ID Reference Country Focus Methodology Sample Professional Sector
Jurse and Tominc, . . Questionnaire (4-point _ Wholesale and retail
1 2008 [97] Slovenia Importance of skills scale) n = 63 (company managers) trade; vehicle repair.
n = 872 (executives, human resources managers,
5 Hernandez-March Spain Assessment of Questionnaire (5-point and staff of the human resources department).
et al., 2009 [98] P competences required scale) and interviews Private sector. Company size: large (55%); medium
(30%); small (15%).
3 Rahmat et al., 2015 Malaysia Assessment Of. Interview (2-point scale) n =5 (human resources officers) Electrlca.l and electronics
[99] competences required industry
Questionnaire (5-point n=120
4 Moczydlowska and Poland Assessment Of. scale), discussion group, Company size: small (47%); self-employed Machinery sector
Widelska, 2014 [100] competences required . . . e o
and interview individuals (44%).
Fominiene et al Questionnaire (4-point n =64
5 © 201 5e[1e0§] aks Lithuania Demand uestio chlee)} po Gender: 83% women and 17% men. Experience: Tourism
more than 5 years (75%); 1-5 years (25%).
1 (o)
Jaaffar et al., 2016 . . Questionnaire (2-point Manufactu.rmg (47.6%)
6 Malaysia Importance of skills n =105 and service sectors
[102] scale) o
(52.4%)
7 Dunbar et al., 2016 Australia Assessment of. Content e}nalyms (job 1 = 1594 (job advertisements) Accounting
[103] competences required advertisements)
n =143
Questionnaire (2-point Private sector. Company size: principal only
8 Chaplin, 2016 [104] Australia Importance of skills scale) P (4.2%); 1-5 employees (52.4%); 620 employees Accounting
(27.3%); 21-100 employees (13.3%);
101-500 employees (2.8%).
Assessment of Questionnaire (5-point Finance, manufacturing
9 Al Shayeb, 2013 [105] United Arab Emirates . P n =145 industry, services, and
competences required scale)
other sectors.
Rasul et al., 2013 . Assessment of . . _ L
10 [106] Malaysia competences required Questionnaire n =107 Manufacturing industry
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ID Reference Country Focus Methodology Sample Professional Sector
Manufacturing industry (15%);
transportation industry (14%);
=100 banking and insurance business
State-owned enter _rises and government industry (21%); international trade
Su and Zhang, 2015 . Indicators of Questionnaire and o p & . industry (12%); research and
11 China - . . institutions (21%); overseas-funded enterprises . . o
[107] employability interviews NPT . o technological service (9%);
(26%); individually run enterprises (34%); construction industry (4%); real
administrative agency (13%); and others (6%). estate industry (4%); education,
culture, and television industry
(5%); and public organization (3%).
n=129 . . o\,
Gender: 71% male and 29% female. Hiring Eggieiizlll}ilseiggiizgl(e;f [;I; _(316‘7/;1)'
Rizwan et al., 2018 . . Questionnaire (5-point  experience: 3-6 years (32%); 7-9 years (46%); more o . . e
12 [108] Pakistan Importance of skills scale) fhan 10 years (32%) (11%); mechanical /industrial (19%);
Multinationals (25%); public sector (43%); and chemical/petroleum (7 /O)é and
private sector (32%). computer/software (16%).
n =121 (company managers).
Abbasi et al., 2018 . . Questionnaire (5-point Gender: 93% male and 7% women. Age: . . . L
13 [109] Pakistan Importance of skills scale) 27-58 years (mean age: 39 years). Education: 70% Financial and insurance activities
having 16 years of education.
n = 233 (human resources managers, 54.7%; top
management, 43.2%; middle, 2.1% lower).
Gender: 48.1% male and 51.9% female. Age:
30 years or below (19.9%); 31-40 years old (22.5%);
41-50 years old (38.5%); 51 years old and above
Hamid et al., 2014 . . Questionnaire (5-point  (19.1%). Qualification: diploma (18.8%); bachelor’s .
14 [110] Malaysia Importance of skills scale) (54.4%); master’s (20.6%); PhD (3.5%). Experience: Manufacturing industry

5 years or less (37.6%); 6-10 years
(24.9%); 11-15 years (12.2%); 16 years or
more (25.3%).

Private companies, government agencies, and
semigovernment agencies.
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Table Al. Cont.

Country

Focus

Methodology

Sample

Professional Sector

Romania

Importance of skills

Questionnaire
(5-point scale)

n =92 (55.4% human resources managers, and
44.6% management staff in the human
resources department).

Average time of service: 6.3 years. Qualification:
bachelor’s (53.2%); master’s (42.4%); did not
complete higher education (4.4%).
Limited liability companies (59.8%); joint stock
companies (25%); and state institutions (15.2%).

Trade; manufacturing
(clothing, footwear,
furniture, wire-based
products); consultancy;
telecommunications;
constructions; real estate;
education; tourism; and
transport.

United States

Demand

Content analysis (job
advertisements)

n = 1056 (job advertisements)

Industry sector: computer
services; banking;
consulting; marketing;
and IT.

United Kingdom, France,
Germany, Spain, Greece,
and the Czech Republic

Importance of skills

Questionnaire
(5-point scale)

n = 327 (60.2% senior managers/executives/senior
academics; 26.5% managerial staff; and 13.3%
sports instructors, sports coaches, or human
resources managers).
Gender: 70% male and 30% women. Mean age:
42.5 years.
Private business (54.8%).

Sports sectors;
retail/commerce;
health /medicine/social care;
education; and public
services.

Australia, United States,
Canada

Importance of skills

Questionnaire

(5-point scale),

interviews, and
discussion group

n =117 employers (24.3% division managers;
17.1% functional managers; 14.4% managing
directors; 14.4% resource managers; 13.5%
managers; 5.4% chief executives; 11.7% other)
+27 senior industry managers.
Private sector.

Maritime industry

ID Reference

15 Deaconu et al., 2014
[111]

16 Sodhi and Son, 2008
[112]

17 Baker et al., 2017
[113]

18 Chen et al., 2018
[114]

19 Ramadi et al., 2015
[115]

Countries of the Middle
East and North Africa

Importance of skills

Questionnaire
(10-point scale)

n =132 (company managers)

Engineering sector

20 Dhiman, 2012 [116]

India

Importance of skills

Questionnaire
(5-point scale)

n = 520 (human resources managers).
Gender: 76% male and 24% women.
Private business. Company size: 101-300
employees (37.5%); 301-500 employees (27.9%).

Housing and food services
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ID Reference Country Focus Methodology Sample Professional Sector
21 Suarta et al., 2018 Indonesia Demand Content a.nalys1s (job "= 57. (]Ok.) advertlseme.nts). Information and communication
[117] advertisements) Multinational companies.
Ahmed and Khasro, . Questionnaire n = 174 (company managers).
2 2016 [118] Bangladesh Importance of skills (5-point scale) Totals of 12 multinational and 8 local companies. Human resources management
n =53 (human resources managers: 80%
23  Limetal., 2016 [119] Malaysia Importance of skills Questionnaire recruitment and selection of entry-level Accounting
employees).
Private sector.
n =193 (company managers).
Tsitskari et al., 2017 . Questionnaire Gender: 72.5% male and 27.5% women. Age: .
24 [120] Greece Importance of skills (5-point scale) 40-49 years (45.1%); 50 and older (24.3%), Sport and recreation sector
Public and private enterprises.
n =171 (50.3% administrators; 30.4% general
managers; and 19.3"/1 peopl)e responsible for Economy and marketing: production
marketing . NS .
Plaias et al., 2011 . . Questionnaire Qualification: bachelor’s (50.3%); postgraduate compames (250'1 /0?' corr}merc1a.1
25 Romania Importance of skills . o N enterprises (30.4%); financial services
[121] (5-point scale) degree (39.8%). Age: 41-50 years (33.9%); (9.4%); tourist services (4.7%); others
31-40 years (29.2%); under 30 (19.9%); B (25.1%) o
over 50 years old (17%). e
Private sector.
Ghani et al., 2018 . . Questionnaire n =187 (company managers). .
26 [122] Malaysia Importance of skills (5-point scale) Private sector (53.5%), and public sector (46.5%). Accounting
n = 67 (47 university staff, and 20 representatives
Questionnaire from research institutes and industry). Aquaculture, fisheries, and
27  Pitaetal., 2015 [123] Switzerland Importance of skills Gender: 65.1% male and 34.9% female. Average ! ! ’

(5-point scale)

age: 47 years.
Private and public sector.

other marine sectors.
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ID Reference Country Focus Methodology Sample Professional Sector
Industrial: civil and environmental
n =43 (27.9% managing directors/chief operations engineering (23.3%); electronic and
28 Mohd et al., 2016 Malavsia Importance of skills Questionnaire officers; 30.2% engineers/architects; 27.9% human electrical engineering (14%); mechanical
[124] 4 P (5-point scale) resource officers; and 14% others). and manufacturing engineering (14%);
Private sector. all the above (25.6%); and others
(23.3%).
n=907.
. . . Private companies. Company size: less than . . e .
29 Tel]elro[le;ga]l., 2013 Spain Importance of skills g‘_leszﬁn:;zz; 10 workers (46.1%); 1049 workers (33.6%); Blg:eitetggeé’ahrtﬂiﬁgf zlcisecrllizgeS/
} p 50-249 workers (15.8%); more than & & :
250 workers (4.5%).
Industrial: communication; media;
finance; public relations; local
Clokie and Fourie, . Questionnaire n = 30 (senior managers). government; dairy and agriculture; IT;
30 2016 [126] New Zealand Importance of skills (6-point scale) Private companies. creative industries; event management;
sports; health sector; retail; and
advertising.
n =421 (staff from the human resources Manufacturing; construction; mining;
31 Pitan, 2017 [127] Nigeria Importance of skills Questionnaire - agriculture; forestry; health; education;
department). .
and banking.
Wikle and Fagin, n=197. Professional, scientific, and technical
32 i, United States Importance of skills Questionnaire Qualification: more than 90% hold a bachelor’s T
2015 [128] . . o activities.
degree or higher. Public sector: government (83%).
Questionnaire n =95 (human resources managers). Agriculture (12%); education and arts
33 Ho, 2015 [85] Taiwan Importance of skills . Gender: 74% male and 26% female. (13%); construction and engineering
(5-point scale) . - o . o
Private companies. (35%); and business (40%).
n =503 (public sector: 84.8% human resources
managers or line managers; private sector:
65.6% human resources managers or Finance and banking; construction;
Assessment of . . . A . 1
34 Jonck and Van der South Africa competences Questionnaire line managers). logistics and transportation; hospitality;
Walt, 2015 [129] reguire d (4-point scale) Gender: 56% male and 44% female in the public service delivery; and miscellaneous

sector; 58.5% male and 41.5% female in the
private sector.
Public and private sectors.

industries.
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ID Reference Country Focus Methodology Sample Professional Sector
Cegielski and Delphi techn.1 que . . . .
35 Jones-Farmer, 2016 United States Importance of skills content analysis, and n =160 (company managers). Business analytics and financial
[130] ! P questionnaire Private sector. services.
(7-point scale)
n = 144 (human resources managers and
general managers).
36 Marzo-Navarro et al., Spain AC(s)snelss:;:;zcecs)f Questionnaire Gender: majority Wer(i&_?;eo?i Age: 20-25 years old Service (59%) and manufacturing
2008 [131] P pet (7-point scale) . 0070 . (40.2%).
required Private companies. Company size: less
than 50 workers (61%); 50-250 workers (18.6%);
more than 250 workers (20.4%).
. Assessment of .
37 Schlee and Harich, United States competences Content a}nalys1s (job n =500 (job advertisements). Marketing
2009 [132] required advertisements)
Questionnaire " =292 Construction (7.5%); industry (15.1%);
Santana et al., 2016 . Indicators of . Company size: 0 workers (2.1%); microenterprise . o Y o
38 Spain - (5-point scale) and o o . o tourism (17.1%); commerce (24%); and
[133] employability ; . (33.5%); small (36.3%); medium (22.6%); large . o
discussion group (5.5%) other services (36.3%).
Emplovers’ n =75 (62 real estate employers; 5 course directors
. . proy Questionnaire and  of RICS accredited courses; and 8 human resources
39 Poon, 2012 [134] United Kingdom expectations of . . Real estate
caduates interviews managers).
& Private sector.
n =12 (2 owners/sole practitioners; 1 human
resources business partner; 1 chief operations
40 Hayes et al., 2018 Australia Importance of skills Que.stlonn.alre and officer; 4 partners; 1 accountant; and 1 senior Accounting firms
[135] interviews manager).
Private sector. Company size: less than 5 workers
(25%); 6-20 workers (25%); 21-100 workers (50%).
41 Rosenberg et al., 2012 United States Importance of skills Quesponnalre n =97 (human resources managers). Business
[136] (7-point scale)
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ID Reference Country Focus Methodology Sample Professional Sector
n = 38 (chief operations officers; general managers,
or directors of health districts; organizations
. . or services).
42 Messum et al.,, 2017 Australia Importance of skills Questlonnalre Gender: 50% men and 50% women. Experience: Health services management
[137] (5-point scale) .
had been employed in health for over 20 years.
Public sector (55%); not-for-profit sector (35%);
private sector (10%).
Management; business and financial
operations; computer and mathematics;
. - architecture and engineering; the
43 Deming and Kahn, United States Demand Content z?nalysm (job n = 44,891,978 (job advertisements). sciences; community and social
2018 [138] advertisements) . .
services; legal; education; arts and
entertainment; healthcare practitioners;
and technical occupations.
44 Wesley et al,, 2016 United States Importance of skills Questlonnalre n=29 (b.1151.ness leaders). Retailing and tourism
[139] (7-point scale) Gender: majority were women.

. . Questionnaire n = 27 (company managers). . . .

45 Velde, 2009 [140] China Importance of skills (4-point scale) Private sector. Small and medium enterprises. Design or business companies
Chan et al., 2018 . . Questionnaire B L .
46 [141] Malaysia Importance of skills (3-point scale) n =182 Manufacturing industries
Kavanach and Interview (5-point Accounting (professional services);
47 & Australia Importance of skills p n=28 commerce and industry; and
Drennan, 2008 [142] scale)
government.
Wickramasinghe and . . Questionnaire _
48 Perera, 2010 [143] Sri Lanka Importance of skills (5-point scale) n=26 Software development
n =109 (mid-level retail managers).
Age: 21-30 years (48%); 31-39 years (21%); 40 years

49 Frazier and Cheek, United States Importance of skills Questionnaire or older (31%). Experience: less than 5 years of Textile: retail sector.

2015 [144]

(5-point scale)

retail experience (17%); 6-10 years (33%); more
than 10 years (50%). Qualification: 93% had a

college degree.
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ID Reference Country Focus Methodology Sample Professional Sector
50 Robles, 2012 [145] United States Importance of skills Ques?lorman‘e n = 57 (executives). Business
(5-point scale)
=500 Education (32.4%); services (31.4%); IT
Palmer et al., 2009 . . Questionnaire . e .\ and telecommunications (6.6%); health
51 Spain Importance of skills . 500 companies and public entities. Average . . o .
[146] (5-point scale) number of workers per company /entity: 23 and social services (5.6%); and public
P pany/entity: £9. administration (5.4%).
n = 48 (executives, human resources managers,
and others). . . o/,
Pineda-Herrero et al., . . Questionnaire Private (88%) and public (12%) sectors. Company Health anq social assistance (10%); and
52 Spain Importance of skills . . o education, research, and cultural
2018 [147] (10-point scale) size: less than 9 workers (21%); 10-50 workers services (44%)
(15%); 51-250 workers (46%); more than o
250 workers (19%).
Appendix B
Table A2. Descriptions of the transversal competencies included in the proposed classification.
Competency Description Terminology Used by the Reviewed Studies

Job-related basic skills (JRB)

JRBI. Basic skills: literacy, numeracy, oral and
written communication

The ability to communicate effectively with oral and
written language, and also includes literacy and
numeracy levels, as well as various writing skills.

Ability to express ideas clearly, effectively and with confidence; basic skills (reading, writing, mathematics,
listening, and speaking); literacy-numeracy skills; basic arithmetic; ability to communicate effectively
orally and in writing; writing skills (including reports and e-mails); document and report drafting skills;

review function skills.

JRB2. Basic and job-specific ICT and
computer skills

Information and communication technology skills,
computer and software skills, and knowledge of
statistical methods.

Basic IT, ICT skills; basic computer skills/literacy; computer and software skills; ability to use modern
computer software; ability to use computers to process information; new media communication; statistics;

statistical methods; quantitative skills.

JRB3. Basic knowledge and skills of the field
and the profession

General and specialised subject knowledge
(theoretical and practical) for the field and the
profession, and organizational awareness.

Specialised knowledge and skills of a specific area; broad knowledge of the field; academic skills; expertise
in the academic area or discipline; general knowledge; field-specific theoretical and practical knowledge;
knowledge of methods in a specific field; knowledge of legislation; organizational awareness; related

professional certification.
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Competency

Description

Terminology Used by the Reviewed Studies

Self-management skills (SM)

SM1. Problem-solving skills

The ability to recognise and solve problems, and to find
solutions with creativity.

Ability to define and solve problems; ability to find solutions; troubleshooting; creative problem solving.

SM2. Flexibility and adaptability skills

The ability to adapt to new situations, and the capacity
to work under pressure.

Adapting to situations of change; capacity to adapt to new situations; ability to handle stress; stress
tolerance; calm under pressure.

SM3. Analytical skills

Includes conceptual, logical, strategic, and holistic
thinking, the ability to analyse situations (observation
skills), and system thinking skills.

Conceptual thinking; ability to think holistically; optimal use of common sense; strategic thinking; ability
to think logically; observation skills; ability to analyse the environment; situation analysis and evaluation;
macro-vision skills; system thinking skills.

SM4. Life-long learning skills

The ability and willingness to learn continuously, and to
update professional knowledge.

A commitment to learning and growing continuously; ability and willingness to update professional
knowledge; up-to-date knowledge about recent developments in the field of study; ability to learn quickly
and to adapt; continuous learning skills.

SMBS. Critical thinking skills

The ability to critique and question oneself and others
constructively, and the capacity to accept constructive
criticism.

Capacity to think critically; reflexive capacity on one’s own work; self-critical abilities; capacity to accept
constructive feedback; receptiveness to constructive criticism.

SMé. Information management skills

The ability to locate, manage, and analyse information,
and the ability to summarise or synthesise information.
Includes research skills and scientific writing.

Ability to find, access, handle and evaluate relevant data or information; ability to integrate analyses from
multiple sources into a solution; ability to summarise or synthesise information; research skills; scientific
writing (papers, theses, essays).

SMY7. Organisational skills

The ability to organise, plan, and prioritise tasks.

Ability to organise and plan; priority setting; ability to use and manage resources, time, money, materials,
and human resources.

SM8. Time management skills

The ability to manage time effectively.

Ability to manage time effectively; promptness and efficient time management.

SMO. Decision-making skills

The ability to make logical decisions.

Ability to make reasoned decisions; applies decision-making strategies.

SM10. Positive attitude and motivation

The ability to maintain a positive attitude towards work.

Motivation; positive attitude towards work; a will to succeed; enthusiasm; energetic and passionate.

SM11. Ability to apply theory into
practice

The ability to apply knowledge to practical situations
and practical training.

Ability to apply knowledge to practical situations; job-related practical competencies; knowledge
application; practical training and experience.

SM12. Ability to work independently

The ability to work autonomously.

Ability to work without supervision; ability to work autonomously; self-directed; self-management;
self-discipline.

SM13. Emotional intelligence

The ability to perceive, control, and evaluate emotions.

Psychological competence; self-awareness and self-cognition; empathy; resilience and confidence.

SM14. Career management skills

Includes the ability to find information on prospective
study paths or job opportunities, and the awareness of
their own strengths and weaknesses.

Career planning skills; self-management; employment skills (skills for successful performance in job
interviews, skills to fill in the documents needed for the job search, skills to determine what offers are up
to their professional skills).

SM15. Multidisciplinary knowledge

Display a general knowledge of other fields.

General knowledge in other fields; interdisciplinarity.

SM16. Multitasking

The ability to multitask.

Ability to multitask; multitasking.
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Description

Terminology Used by the Reviewed Studies

Socio-relational skills (SR)

SR1. Teamwork skills

The ability to work as part of a team.

Ability to effectively work as a team; cooperating with others; working in a team environment; team
collaboration skills; efficient teamwork skills.

SR2. Interpersonal skills

The ability to listen and understand others, to appreciate
different points of view, and to manage and resolve conflicts
with respect.

Capacity to appreciate different points of view; active listening and understanding; interpersonal and
collaborative skills; conflict resolution skills; effective listening skills.

SR3. Foreign language skills

The ability to speak a second language.

Knowledge of foreign languages; knowledge of a second language; knowledge of English (if not first
language); ability to speak more than one language.

SR4. Oral presentation skills

The ability to make presentations in public.

Ability to effectively deliver presentations of a task or project; ability to communicate in visual form;
effective verbal presentation; effective graphical communication.

SR5. Negotiation skills

The ability to negotiate, resolve conflicts, and reach agreements.

General communication and persuasiveness competencies; negotiation and mediation skills; skills for
negotiation and conflict resolution.

SR6. Knowledge-sharing skills

The ability to communicate with customers or experts in other
fields and the willingness to share knowledge and resources.

Ability to communicate with experts in other fields or with nonexperts; willingness to share knowledge
and resources; customer-oriented skills; ability to communicate effectively with customers.

SR7. Ability to work with
diversity and multiculturality

Knowledge and understanding of other cultures, intercultural
competency, and cultural awareness.

Appreciation of diversity and multiculturality; understanding of customs and cultures of other countries;
cultural awareness; cross-cultural competencies; intercultural competency; ability to work in a
multicultural environment.

SR8. Networking skills

The ability to build a network of contacts, and to interact
positively in order to gain useful information, innovative ideas,
and future opportunities.

Impact and influence others; ability to build relationships.

SR9. Ability to work in an
international context

The ability to work in an international context.

Understanding of the field from an international perspective; international perspectives.

Entrepreneurship skills

(ENT)

ENT1. Leadership skills

Displaying leadership, and the ability to coach, manage, and
motivate others.

Ability to manage others; exhibits leadership; command capacity; ability to motivate others; coaching and
mentoring skills.

ENT?2. Creativity and innovation
skills

The ability to generate creative and innovative ideas.

Creative and innovative thinking; lateral thinking skills; out-of-the-box thinking; applies creative,
innovative, and practical solutions.

ENTS3. Project design and
management skills

The ability to design and administer projects.

Management skills; basic management abilities; capacity to plan and manage projects and people to
achieve outcomes with time and resource constraints.

ENT4. Initiative and
entrepreneurial spirit

Displaying entrepreneurship.

Ability to identify new opportunities; initiative and entrepreneurial spirit.

ENTS5. Taking risks

Enjoying challenges and taking risks.

Enjoys challenges; takes risks.
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Social and professional responsibility skills (SPR)

SPR1. Ethical working

Ethical behaviour and commitment; demonstrates
loyalty, integrity, and honesty.

Capacity to apply ethics in decision making; ethical behaviour; integrity and honesty; ethical commitment;
loyalty and ethics.

SPR2. Responsibility

Willingness to work, and the ability and willingness to
accept responsibilities.

Tenacity, dedication, and determination; willingness and ability to accept responsibility; commitment to
the organization; sense of responsibility; capacity to become personally involved in the job.

SPR3. Professionalism

The ability to behave properly at work.

Discipline and good manner; effective behaviour in the workplace; courtesy.

SPR4. Concern about quality and
improvement of the work

Displaying a strong concern for quality. Includes the
ability to supervise others’ performance and to find
ways to improve.

Concern for quality; ability to “get the job done” on time, with quality; detail oriented; evaluates
performances of others; identifies ways to improve a task.

SPR5. Social awareness and responsibility

Demonstrates social responsibility, and the ability to be
aware of global issues.

Personal and social awareness; social responsibility; cognition of social processes; acts with awareness of
global issues; sensitivity to educational; political and economic issues.

SPR6. Environmental sustainability
awareness

Displaying environmental awareness and sensitivity,
and the ability to find and develop sustainable solutions.

Environmental awareness; environmental management skills; shows environmental respect; trained in
sustainable business practices.

SPR7. Commitment to health and safety

The ability to work safely, commitment to health; seeks
quality of life at work and can assess risks.

Works safely; quality of life in business; risk assessment; designs with safety constrains.

SPR8. Gender awareness

Includes knowledge and understanding of differences
in roles and relations between women and men, and
sensitivity to gender equality.




Educ. Sci. 2022,12, 204 33 of 37

References

1. Bennett, D. Graduate employability and higher education: Past, present and future. HERDSA Rev. High. Educ. 2018, 5, 31-61.
Available online: https:/ /www.herdsa.org.au/herdsa-review-higher-education-vol-5/31-61 (accessed on 2 July 2021).

2. Santos Rego, M.A. Fines de la Universidad y Retos de la Empleabilidad en la Educacion Superior. Procedia-Soc. Behav. Sci. 2014,
139, 16-25.

3. Suleman, F. The employability skills of higher education graduates: Insights into conceptual frameworks and methodological
options. High. Educ. 2018, 76, 263-278. [CrossRef]

4. Andrews, J.; Higson, H. Graduate Employability, “Soft Skills” Versus “Hard” Business Knowledge: A European Study. High.
Educ. Eur. 2008, 33, 411-422. [CrossRef]

5. Blair, PQ.; Deming, D.J. Structural Increases in Demand for Skill after the Great Recession. AEA Pap. Proc. 2020, 110, 362-365.
[CrossRef]

6. Brown, P; Hesketh, A. The Mismanagement of Talent. Employability and Jobs in the Knowledge Economy; Oxford University Press:
Oxford, UK, 2004; p. 288.

7. Bridgstock, R. The graduate attributes we’ve overlooked: Enhancing graduate employability through career management skills.
High. Educ. Res. Dev. 2009, 28, 31-44. [CrossRef]

8. Marope, M,; Griffin, P.; Gallagher, C. Future Competences and the Future of Curriculum; UNESCO IBE: Geneva, Switzerland, 2017;
p- 59.

9.  Santos Rego, M.A.; Ferraces, M.].; Mella, I.; Vazquez-Rodriguez, A. University, civic-social competences, and the labour market.
Rev. Espafiola Pedagog. 2020, 78, 213-232. [CrossRef]

10. Harvey, L. Embedding and Integrating Employability. New Dir. Inst. Res. 2005, 128, 13-28. [CrossRef]

11.  Tymon, A. The student perspective on employability. Stud. High. Educ. 2013, 38, 841-856. [CrossRef]

12.  Brown, S.; Butcher, V.; Drew, L.; Elton, L.; Harvey, L.; Kneale, P.; Knight, P.; Little, B.; Moreland, N.; Yorke, M. Pedagogy for
Employability; The Higher Education Academy: York, UK, 2004.

13. Pegg, A.; Waldock, J.; Hendy-Isaac, S.; Lawton, R. Pedagogy for Employability; The Higher Education Academy: York, UK, 2012;
p- 58.

14. Abelha, M.; Fernandes, S.; Mesquita, D.; Seabra, F.; Ferreira-Olveira, A.T. Graduate Employability and Competence Development
in Higher Education—A Systematic Literature Review Using PRISMA. Sustainability 2020, 12, 5900. [CrossRef]

15.  Small, L.; Shacklock, K.; Marchant, T. Employability: A contemporary review for higher education stakeholders. J. Vocat. Educ.
Train. 2018, 70, 148-166. [CrossRef]

16.  Yorke, M. Employability in Higher Education: What It Is—What It Is Not; Higher Education Academy: York, UK, 2006; p. 24.

17.  Clarke, M. Rethinking graduate employability: The role of capital, individual attributes and context. Stud. High. Educ. 2018, 43,
1923-1937. [CrossRef]

18. Bridgstock, R.; Jackson, D. Strategic institutional approaches to graduate employability: Navigating meanings, measurements
and what really matters. J. High. Educ. Policy Manag. 2019, 41, 468—484. [CrossRef]

19. Fugate, M,; Kinicki, A.]J.; Ashforth, B.E. Employability: A psycho-social construct, its dimensions, and applications. . Vocat. Behav.
2004, 65, 14-38. [CrossRef]

20. Hillage, J.; Pollard, E. Employability: Developing a Framework for Policy Analysis; Department of Education and Employment:
Suffolk, UK, 1998; p. 51.

21. McArdle, S.; Waters, L.; Briscoe, ].P; Hall, D.T.T. Employability during unemployment: Adaptability, career identity and human
and social capital. J. Vocat. Behav. 2007, 71, 247-264. [CrossRef]

22. Balilly, F. The role of employers’ beliefs in the evaluation of educational output. . Socio-Econ. 2008, 37, 959-968. [CrossRef]

23. Bowman, D.; Borlagdan, J.; Bond, S. Making Sense of Youth Transitions from Education to Work; Brotherhood of St Laurence:
Adamstown, VIC, Australia, 2015; p. 49.

24. Heidenreich, M. The end of the honeymoon: The increasing differentiation of (longterm) unemployment risks in Europe. J. Eur.
Soc. Policy 2015, 25, 393-413. [CrossRef]

25. Hertel, ER. Social Mobility in the 20th Century Class Mobility and Occupational Change in the United States and Germany; Springer:
Wiesbaden, Germany, 2017; p. 403.

26. Deming, D.J. The Growing Importance of Social Skills in the Labor Market. Q. J. Econ. 2017, 132, 1593-1640. [CrossRef]

27. Berry, C.; McDaniel, S. Post-crisis precarity: Understanding attitudes to work and industrial relations among young people in the
UK. Econ. Ind. Democr. 2020, 43, 322-343. [CrossRef]

28. Mok, K.H.; Zhuoyi, W.; Roger, D. Employability and mobility in the valorisation of higher education qualifications: The
experiences and reflections of Chinese students and graduates. J. High. Educ. Policy Manag. 2016, 38, 264-281. [CrossRef]

29. Hall, D.T. The protean career: A quarter-century journey. J. Vocat. Behav. 2004, 65, 1-13. [CrossRef]

30. Defillippi, R.J.; Arthur, M.B. The boundaryless career: A competency-based perspective. J. Organ. Behav. 1994, 15, 307-324.
[CrossRef]

31. Garcia-Aracil, A.; Van der Velden, R. Competencies for Young higher education graduates: Labor market mismatches and their
payoffs. High. Educ. 2008, 55, 219-239. [CrossRef]

32.  Ghignoni, E.; Verashchagina, A. Educational qualifications mismatch in Europe. Is it demand or supply driven? J. Comp. Econ.

2014, 42, 670-692. [CrossRef]


https://www.herdsa.org.au/herdsa-review-higher-education-vol-5/31-61
http://doi.org/10.1007/s10734-017-0207-0
http://doi.org/10.1080/03797720802522627
http://doi.org/10.1257/pandp.20201064
http://doi.org/10.1080/07294360802444347
http://doi.org/10.22550/REP78-2-2020-06
http://doi.org/10.1002/ir.160
http://doi.org/10.1080/03075079.2011.604408
http://doi.org/10.3390/su12155900
http://doi.org/10.1080/13636820.2017.1394355
http://doi.org/10.1080/03075079.2017.1294152
http://doi.org/10.1080/1360080X.2019.1646378
http://doi.org/10.1016/j.jvb.2003.10.005
http://doi.org/10.1016/j.jvb.2007.06.003
http://doi.org/10.1016/j.socec.2006.12.083
http://doi.org/10.1177/0958928715594544
http://doi.org/10.1093/qje/qjx022
http://doi.org/10.1177/0143831X19894380
http://doi.org/10.1080/1360080X.2016.1174397
http://doi.org/10.1016/j.jvb.2003.10.006
http://doi.org/10.1002/job.4030150403
http://doi.org/10.1007/s10734-006-9050-4
http://doi.org/10.1016/j.jce.2013.06.006

Educ. Sci. 2022, 12, 204 34 of 37

33.
34.
35.
36.
37.
38.
39.
40.
41.
42.
43.
44.
45.
46.
47.
48.

49.

50.

51.

52.

53.

54.

55.

56.
57.

58.

59.

60.

61.

62.

63.

64.

Pastore, F. The Youth Experience Gap. Explaining National Differences in the School to-Work Transition; Springer: Berlin/Heidelberg,
Germany, 2015; p. 61.

Fajaryati, N.; Budiyono, M.; Muhammad, W. The Employability Skills Needed to Face the Demands of Work in the Future:
Systematic Literature Reviews. Open Eng. 2020, 10, 595-603. [CrossRef]

World Economic Forum. The Future of Jobs Report—2020; World Economic Forum: Cologny, Switzerland, 2020; p. 163. Available
online: https://www3.weforum.org/docs/WEF_Future_of_Jobs_2020.pdf (accessed on 4 August 2021).

Santos Rego, M.A.; Lorenzo, M.; Vazquez-Rodriguez, A. Educacion no Formal y Empleabilidad de la Juventud; Sintesis: Madrid,
Spain, 2018; p. 160.

Souto-Otero, M.; Bialowolski, P. Graduate employability in Europe: The role of human capital, institutional reputation and
network ties in European Graduate labour markets. J. Educ. Work 2021, 34, 611-631. [CrossRef]

Medina, A.; Sanchez, C.; Pérez, E. Evaluacion de las competencias genéricas y profesionales de los estudiantes. Rev. Innovacion
Educ. 2012, 12, 133-150. Available online: http://www.scielo.org.mx/scielo.php?script=sci_arttext&pid=51665-26732012000100
008 (accessed on 2 July 2021).

Mertens, L. Competencia Laboral: Sistemas, Surgimiento y Modelos; Cinterfor: Montevideo, Uruguay, 1996; p. 119.

Sen, A. Desarrollo y Libertad; Editorial Planeta: Barcelona, Spain, 2000; p. 249.

Nussbaum, M. Crear Capacidades. Propuesta para el Desarrollo Humano; Editorial Paidés: Barcelona, Spain, 2012; p. 272.

Becker, G.S. Human Capital: A Theoretical and Empirical Analysis with Special Reference to Education; National Bureau of Economic
Research: New York, NY, USA, 1964; p. 187.

Schultz, T.W. Investment in Human Capital. Am. Econ. Rev. 1961, 51, 1-17.

Arrow, K.J. Higher education as a filter. . Public Econ. 1973, 2, 193-216. [CrossRef]

Spence, M. Job Market Signaling. Q. J. Econ. 1973, 87, 355-374. [CrossRef]

Forrier, A.; Sels, L. The concept employability: A complex mosaic. Int. . Hum. Resour. Dev. Manag. 2003, 3, 102-124. [CrossRef]
Cai, Y. Graduate employability: A conceptual framework for understanding employers’ perceptions. High. Educ. 2013, 65,
457-469. [CrossRef]

Parasurama, P.; Ghose, A.; Iperiotis, P. Role of Online Sourcing in Occupational Gender Segregation in IT; NYU Stern School of Business:
New York, NY, USA, 2021; p. 50. Available online: https://ssrn.com/abstract=3672484 (accessed on 28 September 2021).
Haselberger., D.; Oberheumer, P; Perez, E.; Cinque, M.; Capasso, D. Mediating Soft Skills at Higher Education Institutions; ModEs
Project, Life-Long Learning Programme; 2012; p. 133. Available online: https:/ /gea-college.si/wp-content/uploads/2015/12/
MODES_handbook_en.pdf (accessed on 15 October 2021).

Succi, C.; Canovi, M. Soft skills to enhance graduate employability: Comparing students and employers’ perceptions. Stud. High.
Educ. 2020, 45, 1834-1847. [CrossRef]

Allen, J.; Van der Velden, R. The Flexible Professional in the Knowledge Society: General Results of the REFLEX Project; Maastricht
University: Maastricht, The Netherlands, 2007; p. 286. Available online: https://cordis.europa.eu/docs/results/506/506352 /124
857011-6_en.pdf (accessed on 3 October 2021).

Gonzaélez, J.; Wagenaar, R. Tuning Educational Structures in Europe. Informe Final Fase Uno; Universidad de Deusto: Bilbao, Spain,
2003; p. 339.

Schomburg, H.; Teichler, U. Higher Education and Graduate Employment in Europe. Results from Graduate Surveys from Twelve
Countries; Springer: Dordrecht, The Netherlands, 2006; p. 180.

Wagenaar, R. REFORM! TUNING the Modernisation Process of Higher Education in Europe. A Blueprint for Student-Centred
Learning. PhD Thesis, University of Groningen, Groningen, The Netherlands, 18 March 2019.

U.S. Department of Labor. Teaching The SCANS Competencies; The Secretary’s Commission on Achieving Necessary Skills—U.S.
Departament of Labor: Washington, DC, USA, 1993; p. 125.

Yorke, M.; Knight, P.T. Embedding Employability in the Curriculum; Learning and Teaching Support Network: York, UK, 2004; p. 25.
Hesketh, A.J. Recruiting and elite? Employers’ perceptions of graduate education and training. J. Educ. Work 2000, 13, 245-271.
[CrossRef]

Osmani, M.; Weerakkody, V.; Hindi, N.; Eldabi, T. Graduates employability skills: A review of literature against market demand.
J. Educ. Bus. 2019, 94, 423-432. [CrossRef]

Sarfraz, I.; Rajendran, D.; Hewege, C. An exploration of global employability skills: A systematic research review. Int. . Work
Organ. Emot. 2018, 9, 63-88. [CrossRef]

Cao, L.; Zhang, J.; Chen, ]J. Occupational profiling driven by online job advertisements: Taking the data analysis and processing
engineering technicians as an example. PLoS ONE 2021, 16, €0253308. [CrossRef]

Page, M.]J.; McKenzie, J.E.; Bossuyt, PM.; Boutron, I.; Hoffmann, T.C.; Mulrow, C.D.; Shamseer, L.; Tetzlaff, ] M.; Akl, E.A,;
Brennan, S.E.; et al. The PRISMA 2020 statement: An updated guideline for reporting systematic reviews. BM]J 2021, 372, 1-9.
[CrossRef]

Burke, M.A_; Eichler, M. The BIAS FREE Framework; A Practical Tool for Identifying and Eliminating Social Biases in Health
Research; Global Forum for Health Research: Geneva, Switzerland, 2006; p. 64.

OECD. Enterprises by Business Size. Available online: https://data.oecd.org/entrepreneur/enterprises-by-business-size.htm
(accessed on 7 October 2021).

Boden, R.; Nedeva, M. Employing discourse: Universities and graduate “employability”. ]. Educ. Policy 2010, 25, 37-54. [CrossRef]


http://doi.org/10.1515/eng-2020-0072
https://www3.weforum.org/docs/WEF_Future_of_Jobs_2020.pdf
http://doi.org/10.1080/13639080.2021.1965969
http://www.scielo.org.mx/scielo.php?script=sci_arttext&pid=S1665-26732012000100008
http://www.scielo.org.mx/scielo.php?script=sci_arttext&pid=S1665-26732012000100008
http://doi.org/10.1016/0047-2727(73)90013-3
http://doi.org/10.2307/1882010
http://doi.org/10.1504/IJHRDM.2003.002414
http://doi.org/10.1007/s10734-012-9556-x
https://ssrn.com/abstract=3672484
https://gea-college.si/wp-content/uploads/2015/12/MODES_handbook_en.pdf
https://gea-college.si/wp-content/uploads/2015/12/MODES_handbook_en.pdf
http://doi.org/10.1080/03075079.2019.1585420
https://cordis.europa.eu/docs/results/506/506352/124857011-6_en.pdf
https://cordis.europa.eu/docs/results/506/506352/124857011-6_en.pdf
http://doi.org/10.1080/713676992
http://doi.org/10.1080/08832323.2018.1545629
http://doi.org/10.1504/IJWOE.2018.091339
http://doi.org/10.1371/journal.pone.0253308
http://doi.org/10.1136/bmj.n71
https://data.oecd.org/entrepreneur/enterprises-by-business-size.htm
http://doi.org/10.1080/02680930903349489

Educ. Sci. 2022,12, 204 35 of 37

65.
66.

67.

68.

69.

70.

71.

72.

73.

74.

75.

76.

77.

78.

79.

80.

81.

82.

83.

84.

85.

86.

87.

88.

89.

90.

91.

92.

93.

Johnson, D.W,; Johnson, R.T. Making cooperative learning work. Theory Into Pract. 1999, 38, 67-73. [CrossRef]

Ballentine, J.; McCourt, P. Cooperative learning: A pedagogy to improve students’ generic skills? Educ. Train. 2007, 49, 126-137.
[CrossRef]

Laguna-Sanchez, P.; Abad, P.; Fuente-Cabrero, C.; Calero, R. A University Training Programme for Acquiring Entrepreneurial
and Transversal Employability Skills, a Students” Assessment. Sustainability 2020, 12, 796. [CrossRef]

O’Leary, S. Impact of Entrepreneurship Teaching in Higher Education on the Employability of Scientists and Engineers. Ind. High.
Educ. 2012, 26, 431-442. [CrossRef]

Cabedo, L.; Royo, M.; Moliner, L.; Guraya, T. University Social Responsibility towards Engineering Undergraduates: The Effect of
Methodology on a Service-Learning Experience. Sustainability 2018, 10, 1823. [CrossRef]

Coelho, M.; Menezes, I. University Social Responsibility, Service Learning, and Students’ Personal, Professional, and Civic
Education. Front. Educ. 2021, 12, 617300. [CrossRef]

Crayford, J.; Fearon, C.; McLaughlin, H.; Van Vuuren, W. Affirming entrepreneurial education: Learning, employability and
personal development. Ind. Commer. Train. 2012, 44, 187-193. [CrossRef]

Durazzi, N. The political economy of high skills: Higher education in knowledge-based labour markets. J. Eur. Public Policy 2019,
26,1799-1817. [CrossRef]

Gonzélez-Alcaide, G.; Valderrama-Zurian, J.C.; Aleixandre-Benavent, R. The Impact Factor in non-English-speaking countries.
Scientometrics 2012, 92, 297-311. [CrossRef]

Hoover, A.E.; Hack, T.; Garcia, A.L.; Goodfriend, W.; Habashi, M.M. Powerless Men and Agentic Women: Gender Bias in Hiring
Decisions. Sex Roles 2019, 80, 667—680. [CrossRef]

Rice, L.; Barth, .M. A Tale of Two Gender Roles: The Effects of Implicit and Explicit Gender Role Traditionalism and Occupational
Stereotype on Hiring Decisions. Gend. Issues 2017, 34, 86—102. [CrossRef]

Marlowe, C.M.; Scheneider, S.L.; Nelson, C.E. Gender and Attractiveness Biases in Hiring Decisions: Are More Experienced
Managers Less Biased? ]. Appl. Psychol. 1996, 81, 11-21. [CrossRef]

Powell, G.N.; Butterfield, A.; Parent, ].D. Gender and Managerial Stereotypes: Have the Times Changed? . Manag. 2002, 28,
177-193. [CrossRef]

Campero, S. Hiring and Intra-occupational Gender Segregation in Software Engineering. Am. Sociol. Rev. 2021, 86, 60-92.
[CrossRef]

Cardador, M.T. Promoted Up but Also Out? The Unintended Consequences of Increasing Women'’s Representation in Managerial
Roles in Engineering. Organ. Sci. 2017, 28, 597-617. [CrossRef]

Moss, P,; Tilly, C. “Soft” Skills and Race: An Investigation of Black Men’s Employment Problems. Work. Occup. 1996, 23, 252-276.
[CrossRef]

National Research Council. Gender Differences at Critical Transitions in the Careers of Science, Engineering, and Mathematics Faculty;
The National Academies Press: Washington, DC, USA, 2010; p. 384.

Suleman, F. Employability skills of higher education graduates: Little consensus on a much-discussed subject. Procedia-Soc. Behav.
Sci. 2016, 228, 169-174. [CrossRef]

Hoffman, D.L.; Novak, T.P; Schlosser, A.E. The evolution of the digital divide: Examining the relationship of race to internet
access and usage over time. In The Digital Divide: Facing a Crisis or Creating a Myth? Compaine, B.M., Ed.; The MIT Press:
Cambridge, MA, USA, 2001; pp. 47-97.

Lombardero, L. Trabajar en la Era Digital. Tecnologia y Competencias para la Transformacion Digital, 2nd ed.; LID Editorial: Madrid,
Spain, 2015; p. 336.

Ho, H.E. Matching University Graduates’ Competences with Employers” Needs in Taiwan. Int. Educ. Stud. 2015, 8, 430-438.
[CrossRef]

Messum, D.; Wilkes, L.; Jackson, D. Employability Skills: Essential requirements in health manager vacancy advertisements. Asia
Pac. J. Health Manag. 2011, 6, 1833-3818. [CrossRef]

Janson, K.; Schomburg, H.; Teichler, U. The Professional Value of ERASMUS Mobility: The Impact of International Experience on Former
Students’ and on Teachers” Careers; Lemmens: Bonn, Germany, 2009; p. 291.

Van Mol, C. Do employers value international study and internships?: A comparative analysis of 31 countries. Geoforum 2017, 78,
52-60. [CrossRef]

Vazquez-Rodriguez, A.; Garcia-Alvarez, ].; Santos Rego, M.A. Movilidad internacional y empleabilidad: El impacto en el capital
humano y social de la juventud. Educar 2021, 57, 81-96. [CrossRef]

Moreland, N. Entrepreneurship and Higher Education: An Employability Perspective; Higher Education Academy: York, UK, 2006;
p- 20.

Pardo, C.; Barac, M. Promoting Employability in Higher Education: A Case Study on Boosting Entrepreneurship Skills.
Sustainability 2020, 12, 4004. [CrossRef]

Carlsson, B.; Braunerhjelm, P.; McKelvey, M.; Olofsson, C.; Persson, L.; Ylinenpaa, H. The evolving domain of entrepreneurship
research. Small Bus. Econ. 2013, 1, 913-930. [CrossRef]

Sop6, G.R; Salazar, M.B.; Guzman, E.A.; Vera, L.G. Liderazgo como competencia emprendedora. Rev. Espac. 2017, 38, 1-10.
Available online: https://www.revistaespacios.com/al7v38n24/al7v38n24p24.pdf (accessed on 25 June 2021).


http://doi.org/10.1080/00405849909543834
http://doi.org/10.1108/00400910710739487
http://doi.org/10.3390/su12030796
http://doi.org/10.5367/ihe.2012.0128
http://doi.org/10.3390/su10061823
http://doi.org/10.3389/fpsyg.2021.617300
http://doi.org/10.1108/00197851211231450
http://doi.org/10.1080/13501763.2018.1551415
http://doi.org/10.1007/s11192-012-0692-y
http://doi.org/10.1007/s11199-018-0964-y
http://doi.org/10.1007/s12147-016-9175-4
http://doi.org/10.1037/0021-9010.81.1.11
http://doi.org/10.1177/014920630202800203
http://doi.org/10.1177/0003122420971805
http://doi.org/10.1287/orsc.2017.1132
http://doi.org/10.1177/0730888496023003002
http://doi.org/10.1016/j.sbspro.2016.07.025
http://doi.org/10.5539/ies.v8n4p122
http://doi.org/10.24083/apjhm.v11i1.235
http://doi.org/10.1016/j.geoforum.2016.11.014
http://doi.org/10.5565/rev/educar.1185
http://doi.org/10.3390/su12104004
http://doi.org/10.1007/s11187-013-9503-y
https://www.revistaespacios.com/a17v38n24/a17v38n24p24.pdf

Educ. Sci. 2022,12, 204 36 of 37

94.

95.

96.

97.

98.

99.

100.

101.

102.

103.

104.

105.

106.

107.

108.

109.

110.

111.

112.

113.

114.

115.

116.

117.

118.

119.

Colby, A.; Ehrlich, T.; Beaumont, E.; Stephen, J. Educating Citizens: Preparing America’s Undergraduates for Lives of Moral and Civic
Responsibility; Jossey-Bass: San Francisco, CA, USA, 2003; p. 352.

Marcovitch, J. La Universidad (Im)posible; Cambridge University Press: Madrid, Spain, 2002; p. 112.

Shulman, L. Theory, practice, and the education of professionals. Elem. Sch. ]. 1998, 98, 511-526. [CrossRef]

Jurse, M.; Tominc, P. Professional competences of graduates as a labour market mechanism for aligning business school
curriculum reform with the bologna declaration principles. Manag. J. Contemp. Manag. Issues 2008, 13, 17-36. Available online:
https:/ /hrcak.srce.hr /25500 (accessed on 13 June 2021).

Hernandez-March, J.; Martin, M.; Leguey, S. Graduates’ Skills and Higher Education: The employers’ perspective. Tert. Educ.
Manag. 2009, 15, 1-16. [CrossRef]

Rahmat, N.; Buntat, Y.; Rahman, A. Determination of Constructs and Dimensions of Employability Skills Based Work Performance
Prediction: A Triangular Approach. Int. |. Econ. Financ. Issues 2015, 5, 183-189. Available online: https://www.econjournals.com/
index.php/ijefi/article/view /1383 (accessed on 15 June 2021).

Moczydlowska, ].M.; Widelska, U. Professional competencies of candidates for employees in the assessment of employers
(based on the example of the entrepreneurs from machine industry). Pol. J. Manag. Stud. 2014, 9, 168-178. Available online:
https:/ /oaji.net/articles /2014 /1384-1416998130.pdf (accessed on 20 June 2021).

Fominiene, V.B.; Mejeryte-Narkeviciene, K.; Wozniewicz-Dobrzynska, M. Employees’ career competence for career success:
Aspect of human resources management in tourism sector. Transform. Bus. Econ. 2015, 14, 481-493. Available online:
http://www.transformations.knf.vu.lt/35b (accessed on 27 June 2021).

Jaaffar, A.H.; Ibrahim, H.I.; Annuar, K.; Shah, M.; Zulkafli, A.H. Work-Integrated learning and graduate employability skills: The
employers” perspective. Soc. Sci. 2016, 11, 5270-5274.

Dunbar, K.; Laing, G.; Wynder, M. A Content Analysis of Accounting Job Advertisements: Skill Requirements for Graduates. e-].
Bus. Educ. Scholarsh. Teach. 2016, 10, 58-72. Available online: https://eric.ed.gov/?id=E]J1167332 (accessed on 3 July 2021).
Chaplin, S. Accounting Education and the Prerequisite Skills of Accounting Graduates: Are Accounting Firms’ Moving the
Boundaries? Aust. Account. Rev. 2016, 27, 61-70. [CrossRef]

Al Shayeb, A.M. Finance Graduates” Knowledge and Skills Development: Graduate and Employer Perceptions in United Arab
Emirates. J. Educ. Bus. 2013, 88, 307-313. [CrossRef]

Rasul, M.S.; Rauf, R.A.A.; Mansor, A.N. Employability Skills Indicator as Perceived by Manufacturing Employers. Asian Soc.
Sci. 2013, 9, 42—46. Available online: https:/ /ccsenet.org/journal/index.php/ass/article/download /26882 /16390 (accessed on
7 July 2021). [CrossRef]

Su, W.; Zhang, M. An integrative model for measuring graduates’ employability skills—A study in China. Cogent Bus. Manag.
2015, 2, 1-11. [CrossRef]

Rizwan, A.; Demirbas, A.; Al Sayed, N.; Manzoor, U. Analysis of Perception Gap between Employers and Fresh Engineering
Graduates about Employability Skills: A Case Study of Pakistan. Int. J. Eng. Educ. 2018, 34, 248-255.

Abbasi, EK.; Ali, A.; Bibi, N. Analysis of skill gap for business graduates: Managerial perspective from banking industry. Educ.+
Train. 2018, 60, 354-367. [CrossRef]

Hamid, M.S.A.; Islam, R.; Manaf, N.H.A. Employability skills development approaches: An application of the analytic network
process. Asian Acad. Manag. ]. 2014, 19, 93-111. Available online: http://web.usm.my/aamj/19012014/ Art%205%20(93-112).pdf
(accessed on 7 July 2021).

Deaconu, A.; Osoian, C.; Zaharie, M.; Achim, S.A. Competencies in higher education system: An empirical analysis of employers’
perceptions. Amfiteatru Econ. 2014, 37, 857-873. Available online: https:/ /www.amfiteatrueconomic.ro/temp/Article_1319.pdf
(accessed on 10 July 2021).

Sodhi, M.S.; Son, B.G. ASP, The Art and Science of Practice: Skills Employers Want from Operations Research Graduates. Interfaces
2008, 38, 140-146. [CrossRef]

Baker, C.; Loughren, E.A.; Dickson, T.; Goudas, M.; Crone, D.; Kudlacek, M.; Petr, M.; Petrova, L.; Pichot, L.; Frery, ].C.; et al.
Sports graduate capabilities and competencies: A comparison of graduate and employer perceptions in six EU countries. Eur. J.
Sport Soc. 2017, 14, 95-116. [CrossRef]

Chen, P.S.L.; Cahoon, S.; Pateman, H.; Bhaskar, P.; Wang, G.; Parsons, J]. Employability skills of maritime business graduates:
Industry perspectives. WMU |. Marit. Aff. 2018, 17, 267-292. [CrossRef]

Ramadi, E.; Ramadi, S.; Nasr, K. Engineering Graduates’ Skill Sets in the MENA Region: A Gap Analysis of Industry Expectations
and Satisfaction. Eur. |. Eng. Educ. 2015, 41, 34-52. [CrossRef]

Dhiman, M.C. Employers’ perceptions about tourism management employability skills. Anatolia 2012, 23, 359-372. [CrossRef]
Suarta, LM.; Suwintana, I.K.; Fajar, .G.P,; Dessy, N.K. Employability skills for entry level workers: A content analysis of job
advertisements in Indonesia. J. Tech. Educ. Train. 2018, 10, 49-61. Available online: https:/ /publisher.uthm.edu.my/ojs/index.
php/JTET /article/view /2582 (accessed on 17 July 2021).

Ahmed, T.; Khasro, M. Employability skills for entry-level human resources management positions: Perceptions of students and
employers. Aust. |. Career Dev. 2016, 25, 55-68. [CrossRef]

Lim, YM,; Lee, T.H.; Yap, C.S; Ling, C.C. Employability skills, personal qualities, and early employment problems of entry-level
auditors: Perspectives from employers, lecturers, auditors, and students. J. Educ. Bus. 2016, 91, 185-192. [CrossRef]


http://doi.org/10.1086/461912
https://hrcak.srce.hr/25500
http://doi.org/10.1080/13583880802699978
https://www.econjournals.com/index.php/ijefi/article/view/1383
https://www.econjournals.com/index.php/ijefi/article/view/1383
https://oaji.net/articles/2014/1384-1416998130.pdf
http://www.transformations.knf.vu.lt/35b
https://eric.ed.gov/?id=EJ1167332
http://doi.org/10.1111/auar.12146
http://doi.org/10.1080/08832323.2012.715096
https://ccsenet.org/journal/index.php/ass/article/download/26882/16390
http://doi.org/10.5539/ass.v9n8p42
http://doi.org/10.1080/23311975.2015.1060729
http://doi.org/10.1108/ET-08-2017-0120
http://web.usm.my/aamj/19012014/Art%205%20(93-112).pdf
https://www.amfiteatrueconomic.ro/temp/Article_1319.pdf
http://doi.org/10.1287/inte.1080.0342
http://doi.org/10.1080/16138171.2017.1318105
http://doi.org/10.1007/s13437-018-0140-9
http://doi.org/10.1080/03043797.2015.1012707
http://doi.org/10.1080/13032917.2012.711249
https://publisher.uthm.edu.my/ojs/index.php/JTET/article/view/2582
https://publisher.uthm.edu.my/ojs/index.php/JTET/article/view/2582
http://doi.org/10.1177/1038416216658774
http://doi.org/10.1080/08832323.2016.1153998

Educ. Sci. 2022,12, 204 37 of 37

120.

121.

122.

123.

124.

125.

126.

127.
128.

129.

130.

131.

132.

133.

134.

135.

136.

137.

138.

139.

140.

141.

142.

143.

144.

145.

146.

147.

Tsitskari, E.; Goudas, M.; Tsalouchou, E.; Michalopoulou, M. Employers’ expectations of the employability skills needed in the
sport and recreation environment. J. Hosp. Leis. Sport Tour. Educ. 2017, 20, 1-9. [CrossRef]

Plaias, I.; Pop, C.M.; Babut, R.; Dabija, D.C. Employers’ perception of competences acquired through academic marketing training
in knowledge based economy. Amfiteatru Econ. 2011, 13, 448-463.

Ghani, E.K,; Rappa, R.; Gunardi, A. Employers’ perceived accounting graduates’ soft skills. Acad. Account. Financ. Stud. ]. 2018,
22,1-11.

Pita, C.; Eleftheriou, M.; Ferndndez-Borras, J.; Gongalves, S.; Mente, E.; Santos, M.B.; Seixas, S.; Pierce, G.J. Generic skills needs for
graduate employment in the aquaculture, fisheries and related sectors in Europe. Aquac. Int. 2015, 23, 767-786. [CrossRef]
Mohd, K.; Subhi, N.I; Sulaiman, N.L.; Aziz, A. Generic skills of technical undergraduates and industrial employers” perceptions
in Malaysia. Int. |. Appl. Bus. Econ. Res. 2016, 14, 907-919.

Teijeiro, M.; Rungo, P; Freire, M.]. Graduate competencies and employability: The impact of matching firms’ needs and personal
attainments. Econ. Educ. Rev. 2013, 34, 286-295. [CrossRef]

Clokie, T.L.; Fourie, E. Graduate employability and communication competence: Are undergraduates taught relevant skills? Bus.
Prof. Commun. Q. 2016, 79, 442-463. [CrossRef]

Pitan, O.S. Graduate employees’ generic skills and training needs. High. Educ. Ski. Work.-Based Learn. 2017, 7, 290-303. [CrossRef]
Wikle, T.A.; Fagin, T.D. Hard and soft skills in preparing GIS professionals: Comparing perceptions of employers and educators.
Trans. GIS 2015, 19, 641-652. [CrossRef]

Jonck, P.; Van der Walt, F. Graduate employability skills: Differences between the private and the public sector in South Africa.
Mediterr. ]. Soc. Sci. 2015, 6, 345. [CrossRef]

Cegielski, C.G.; Jones-Farmer, L.A. Knowledge, skills, and abilities for entry-level business analytics positions: A multi-method
study. Decis. Sci. J. Innov. Educ. 2016, 14, 91-118. [CrossRef]

Marzo-Navarro, M.; Pedraja-Iglesias, M.; Rivera-Torres, P. Determinants of the satisfaction of firms with the competencies of
university students: A Spanish case study. Int. ]. Train. Dev. 2006, 12, 282-292. [CrossRef]

Schlee, R.P,; Harich, K.R. Knowledge and Skill Requirements for Marketing Jobs in the 21st Century. J. Mark. Educ. 2010, 32,
341-352. [CrossRef]

Santana, L.E.; Gonzalez-Morales, O.; Feliciano, L. Percepcion del empresariado de las competencias y caracteristicas relevantes
para el empleo. Rev. Esp. Orientac. Psicopedag. 2016, 27, 29-46. [CrossRef]

Poon, J. Real estate graduates” employability skills. The perspective of human resource managers of surveying firms. Prop. Manag.
2012, 30, 416-434.

Hayes, S.; Freudenberg, B.; Delaney, D. Role of Tax Knowledge and Skills: What are the Graduate Skills Required by Small to
Medium Accounting Firms. J. Australas. Tax Teach. Assoc. 2018, 13, 152-186. Available online: https://papers.ssrn.com/sol3
/papers.cfm?abstract_id=3256538 (accessed on 9 July 2021).

Rosenberg, S.; Heimler, R.; Morote, E. Basic employability skills: A triangular design approach. Educ. Train. 2012, 54, 7-20.
[CrossRef]

Messum, D.; Wilkes, L.; Peters, C.; Jackson, D. Senior managers’ and recent graduates” perceptions of employability skills for
health services management. Asia-Pac. ]. Coop. Educ. 2017, 18, 115-128. Available online: https://www.ijwil.org/files/ APJCE_18
_2_115_128.pdf (accessed on 25 June 2021).

Deming, D.; Kahn, L.B. Skill Requirements across Firms and Labor Markets: Evidence from Job Postings for Professionals. J.
Labor Econ. 2018, 36, S337-5369. [CrossRef]

Wesley, S.C.; Jackson, V.P.; Lee, M. The perceived importance of core soft skills between retailing and tourism management
students, faculty and businesses. Empl. Relat. 2017, 39, 79-99. [CrossRef]

Velde, C. Employers’ perceptions of graduate competencies and future trends in higher vocational education in China. J. Vocat.
Educ. Train. 2009, 61, 35-51. [CrossRef]

Chan, S.W.; Ahmad, M.F,; Zaman, I.; Ko, W.S. Employers’ perception on important employability skills in the manufacturing
industry. Int. |. Eng. Technol. 2018, 7, 170-175. [CrossRef]

Kavanagh, M.H.; Drennan, L. What skills and attributes does an accounting graduate need? Evidence from student perceptions
and employer expectations. Account. Financ. 2008, 48, 279-300. [CrossRef]

Wickramasinghe, V.; Perera, L. Graduates’, university lecturers” and employers’ perceptions towards employability skills. Educ.+
Train. 2010, 52, 226-244. [CrossRef]

Frazier, B.J.; Cheek, W.K. An Industry View of Competencies for Entry-Level Merchandising Jobs: Application of the ITAA
Meta-Goals. Cloth. Text. Res. J. 2016, 34, 79-93. [CrossRef]

Robles, M.M. Executive Perceptions of the Top 10 Soft Skills Needed in Today’s Workplace. Bus. Commun. Q. 2012, 75, 453-465.
[CrossRef]

Palmer, A.; Montafio, J.J.; Palou, M. Las competencias genéricas en la educacién superior. Estudio comparativo entre la opinion
de empleadores y académicos. Psicothema 2009, 21, 433—-438. Available online: http:/ /www.psicothema.com/psicothema.asp?id=
3650 (accessed on 30 July 2021).

Pineda-Herrero, P.; Ciraso-Cali, A.; Armijos-Yambay, M. Competencias para la empleabilidad de los titulados en Pedagogia,
Psicologia y Psicopedagogia: Un estudio comparativo entre empleadores y titulados. Rev. Esp. Pedagog. 2018, 76, 313-333.
[CrossRef]


http://doi.org/10.1016/j.jhlste.2016.11.002
http://doi.org/10.1007/s10499-014-9843-x
http://doi.org/10.1016/j.econedurev.2013.01.003
http://doi.org/10.1177/2329490616657635
http://doi.org/10.1108/HESWBL-04-2017-0026
http://doi.org/10.1111/tgis.12126
http://doi.org/10.5901/mjss.2015.v6n3s2p345
http://doi.org/10.1111/dsji.12086
http://doi.org/10.1111/j.1468-2419.2008.00306.x
http://doi.org/10.1177/0273475310380881
http://doi.org/10.5944/reop.vol.27.num.1.2016.17006
https://papers.ssrn.com/sol3/papers.cfm?abstract_id=3256538
https://papers.ssrn.com/sol3/papers.cfm?abstract_id=3256538
http://doi.org/10.1108/00400911211198869
https://www.ijwil.org/files/APJCE_18_2_115_128.pdf
https://www.ijwil.org/files/APJCE_18_2_115_128.pdf
http://doi.org/10.1086/694106
http://doi.org/10.1108/ER-03-2016-0051
http://doi.org/10.1080/13636820902819974
http://doi.org/10.14419/ijet.v7i2.29.13311
http://doi.org/10.1111/j.1467-629X.2007.00245.x
http://doi.org/10.1108/00400911011037355
http://doi.org/10.1177/0887302X15622003
http://doi.org/10.1177/1080569912460400
http://www.psicothema.com/psicothema.asp?id=3650
http://www.psicothema.com/psicothema.asp?id=3650
http://doi.org/10.22550/REP76-2-2018-06

	Introduction 
	Literature Review 
	Employability of Higher Education Graduates in the Contemporary World of Work 
	Graduate Hiring Patterns: The Role of Transversal Competencies for Employability 
	Evaluation of Transversal Competencies for Graduate Employability: The State of the Question 
	Study Aim 

	Method 
	Information Sources and Search Strategy 
	Eligibility Criteria 
	Data Collection Process and Quality Assessment 
	Description of the Studies Included in the Review 

	Results 
	Characteristics of Employers and Organizations Hiring Graduates in the Reviewed Studies (RQ1) 
	Prevailing Research Instruments, Techniques, and Validated Classifications Used to Assess Transversal Competencies (RQ2) 
	Most Commonly Reported Transversal Competencies by the Included Papers: A Classification Proposal (RQ3) 
	The Transversal Competencies Employers Valued Most in the International Context, According to the Reviewed Studies (RQ4) 

	Discussion 
	Conclusions 
	Appendix A
	Appendix B
	References

