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Abstract: In this study maximum power point tracking (MPPT) is applied to the photovoltaic (PV)
system to harvest the maximum power output. The output power of the PV effect changes according
to external solar irradiation and ambient temperature conditions. In the existing MPPT strategies,
most of them only take variations in radiation level into account, rarely considering the impact of
temperature changes. However, the temperature coefficients (TC) play an important role in the PV
system, especially in applications where ambient temperature changes are relatively large. In this
paper, an MPPT method is presented for a PV system that considers the temperature change by using
variable universe fuzzy logic control (VUFLC). By considering the ambient temperature change in PV
modules, the proposed control method can regulate the contraction and expansion factor of VUFLC,
which eliminates the influence of temperature variability and improves the performance of MPPT,
therefore achieving fast and accurate tracking control. The proposed method was evaluated for a
PV module under different ambient conditions and its control performance is compared with other
MPPT strategies by simulation and experimental results.

Keywords: maximum power point tracking (MPPT); photovoltaic (PV) system; variable universe
fuzzy logic control (VUFLC); temperature variability

1. Introduction

With the development of photovoltaic (PV) technologies, an increasing number of PV power
generation systems have been presented for large-scale applications. The PV module is one of the
key components of PV power generation systems; its performance and efficiency directly affect the
high-efficiency operation of the entire system. However, the power energy generated from PV modules
relies highly on environmental factors such as solar insolation and the ambient temperature [1,2].
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Therefore, in order to harvest the maximum power output and improve the efficiency of the entire PV
system, many advanced MPPT control methods have been implemented in PV systems [3-5].

Many MPPT control algorithms have been proposed and developed in recent years [6], such as the
classic methods, including open-circuit voltage (OCV)/short-circuit current (SCC) [7,8], incremental
conductance (INC) [9], perturbation-and-observation (P&O) [10] and other hybrid strategies [3]. Due to
the non-linear problems of PV cells, some soft computing techniques have been applied to the MPPT
of PV systems, such as the artificial neural networks method (ANN) [11] and fuzzy logic control
(FLC) [12-14].

Most of the MPPT approaches only take the variability in radiation level into account, while rarely
considering the effects of temperature. Some new MPPT methods based on temperature measurements
were discussed in Reference [15]. Many control algorithms use temperature as a feedback parameter
to realize MPPT. For example, studies in References [16-18] proposed an MPPT-temperature algorithm
where the PV module temperature was used to determine the maximum power point voltage to
track the maximum power point (MPP). In Reference [19], a sun tracking system that included the
temperature effect was presented, and an optimum system design was achieved. Compared to other
approaches under the same control algorithm, the MPPTs based on temperature measurement directly
consider the temperature variations leading to MPP changes, which can obtain a faster tracking speed,
especially in engineering applications where temperature changes are relatively large.

Furthermore, to improve the tracking accuracy, some artificial intelligence techniques have been
employed for the MPPT implementation [20-22]. Fuzzy logic control (FLC) is a relatively popular and
mature artificial intelligence algorithm and has been applied to track the MPP in PV systems [23,24].
In Reference [25], results indicated that FLC had the best performance when compared to some MPPT
techniques with INC, P&O, and others in both dynamic response and steady-state under most of the
normal operating range. The variable universe fuzzy logic control (VUFLC) can adaptively change the
input and output universes to improve the control effect and obtain higher control accuracy [26-29].

However, how to choose a variable universal scalable or contraction-expansion factor is a
challenging issue practically, according to the nonlinear characteristic of PV systems [29]. Hence,
this works to exploit the PV modules’ real-time temperature variable as the constraints of variable
universal factor selection, then a new VUFLC-temperature MPPT algorithm was designed to obtain
efficient tracking performance in the external working environment (environmental condition)
variations. The proposed VUFLC-temperature MPPT method selects the variable universal factor
according to the dynamic change of temperature by combining the modules’ temperature coefficients
(TC) characteristic, which can accelerate the MPPT and improve the tracking accuracy when compared
to conventional MPPT strategies. The proposed VUFLC-temperature MPPT method was validated by
simulation and experimental results.

This paper is organized as follows: Section 2 describes the characteristics of the PV system.
Section 3 presents the proposed VUFLC-temperature MPPT algorithm and its development techniques.
Section 4 presents the simulation results. Section 5 provides the results of the experimental tests.
Finally, the paper is concluded in Section 6.

2. Model and Characteristics of a PV System

PV cells and modules are the key components of PV systems, which absorb photons of light
and release electron charges, and can directly convert solar energy into electricity [30]. The electric
energy generated from the PV effect is highly dependent on environmental factors [1]. The PV cellis a
nonlinear device and can be represented as a current source model [31]. The common and popular PV
models are single diode and double diode [4,31,32]. Here, we use the single diode model to describe
the characteristics of PV cells.
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The single diode equivalent circuit is shown in Figure 1, where D is a parallel diode, Ry, is the
shunt resistance and R; is the series resistance. The output mathematical equations were obtained in
References [4,30,33,34].

Ipv = Iph B Id - IRsh (1)
(Vo + Rel,p) Voo + Rl

where I, is the light-generated current of the elementary PV cell, I, is the current of the parallel diode,
Ir,, is the shunt current of resistance Ry, and Ij is the reverse saturation current of the diode. V), and
I, are the output voltage and current, respectively. g is the electron charge (1.602 x 1071? C), A is the
diode ideality factor, and K is the Boltzmann constant (1.38 x 10-23 J/K).

(*) ’ \VARS R, .

I Ideal PV cell O
(Simplified equivalent circuit) Practical PV cell

______________________ 1

Figure 1. Single diode model and equivalent circuit of the photovoltaic (PV) cell.

According to Equations (1) and (2), the electrical characteristics of the PV cell are generally drawn
as a current versus voltage (Ipv-Vpv) curve and a power versus voltage (Ppv-Vpv) curve under different
environmental conditions [29].

Figure 2 shows the characteristics of the PV cell in different environmental conditions. As can be
seen from the relation between the PV output parameters and the environment variables, it is highly
nonlinear and dependent on the solar radiation level and temperature changes on the PV cell [35].
The output power energy of the PV system is affected by radiation and temperature. Figure 2a presents
the curves under different radiation, i.e., the current Is¢c increases quasi-linearly with the radiation
while the voltage V¢ increases slightly, and the maximum electric power P, changes as the radiation
changes. Figure 2b gives the relationship of I_V and P_V at different temperatures, where Is¢ slightly
increases and V¢ strongly decreases with temperature changes. The maximum electric power also
significantly decreases with a temperature rise, as illustrated in Figure 3 [30].
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Figure 2. Characteristics of the PV cell at different environmental conditions: (a) Different solar

radiation level effect; (b) different temperature variability effect.
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Figure 3. Power variations with temperature changes under different radiation levels.

In recent years, many researchers have conducted MPP control studies under radiation conditions
and proposed many various MPPT algorithms in the literature [1-30]. This paper focuses on the
impact of temperature on MPPT and proposed corresponding control strategies and implementation
methods. The short-circuit current Isc and open-circuit voltage V¢ at the reference nominal operating
cell temperature (NOCT) Tyoct can be calculated at a given temperature TC with some temperature
variation [28,30], respectively. The PV output parameters considering temperature effect can be
obtained as follows:

Isc = Isc—nocrt-[1 + asc-(Te — Tnocr)] 3)
Voc = Voc-~ocr[1 + Boc(Tc — Tnocr)] 4)
Piax = PmafoOCT'[l + 'Ymux'(Tc - TNOCT)] ®)

where the T¢ is the operating temperature of the PV cell and Tnocr is the temperature at the nominal
ambient environment. Isc_nocT, Voc—NocT, and Py, NocT are the short-circuit current, open-circuit
voltage, and maximum power at the reference NOCT, respectively. asc, Boc, and Yy are the
temperature coefficients (TC) of Isc, Voc, and Py, respectively. According to Equations (3)—(5),
the short-circuit current, open-circuit voltage and maximum power of PV cells will be affected by
temperature changes. Therefore, the impact of temperature variability can be considered when
designing the MPPT control strategy through the direct or indirect measurement of the operating
temperature of the PV cells.

3. MPPT Control System and Proposed Control Method

3.1. MPPT Control System

Power electronic converters are commonly applied in a PV system to achieve different MPPT
control methods, where the converters act as the interface between the PV source and different loads.
In order to efficiently track the MPP, the converter needs to adjust the duty cycle under varying
operating atmospheric conditions [1,4,25]. The MPPT controller acquires the real-time operating
parameters depending on the control algorithm, then outputs the corresponding control signal to
control the DC/DC converter. The most common solar PV MPPT system consists of a PV module,
DC/DC boost converter, MPPT controller and a load, as shown in Figure 4. The PV cells generate
power energy and its output is connected to the DC/DC converter. The converter is controlled by the
MPPT controller where different control algorithms can be carried out.
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Figure 4. The block diagram of a general PV maximum power point tracking (MPPT) system.

3.2. Variable Universe Fuzzy Logic Control (VUFLC)

Due to the nonlinear characteristics of the PV system, intelligent MPPT control algorithms in
PV systems are very promising and some have been successfully employed for maximum power
extraction [4,6]. Fuzzy logic control (FLC) is one of the most prevalent intelligent control techniques,
which has advantages like a fast response time, less fluctuation and high control accuracy. Therefore,
it is effective in controlling nonlinear systems [4].

However, the conventional FLC with fixed fuzzy control rules will not perform well when
working with large uncertainties or unknown variations in the systems [28], and the control precision
is commonly not high. Hence, adaptive fuzzy logic controllers (AFLC) have been proposed to solve
this issue [26-28]. The VUFLC is one of the AFLC that has been applied to various control engineering
projects such as specialty vehicle control [27], analog circuit implementation [28] and liquid lever
system [36]. The VUFLC combined with the characteristics and advantages of the variable universe
control is introduced into the MPPT control, which can improve the control speed and precision of the
PV system.

The VUFLC was proposed in Reference [26] and its discourse universes of the input and output
variables can be adjusted according to changed control conditions instead of adjusting the fuzzy
rules, thus illustrating more control accuracy and flexibility than conventional FLCs [27,28]. Figure 1
illustrates the process diagram of the variable universe, where Figure 5b shows an original universe
with five fuzzy partitions as fuzzy sets of NB (negative big), NS (negative small), ZE (zero), PS (positive
small) and PB (positive big) with a piecewise linear membership function [28]. Figure 5a shows the
contracting of the universe and Figure 5c presents the expanding of the universe.

NB NS Z PS PB

E -a(x)E [0 a(x)E:

(@) (b) (0)
Figure 5. [Illustration of variable universe: (a) Contracted universe; (b) original universe;

(c) expanded universe.

In order to simplify the analysis, common two-input and single-output systems were taken as
an example. Let the universes of input (x1, x2) and y output variables be X; = [—E;, + E;] (i =1, 2) and
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Y = [-U, +U], respectively. According to Figure 5, the input and output universes X; and Y can be
adjusted with the change of variables x; and y, respectively. Their relationship is as follows:

Xi(x;) = [—ai(x;)Ei, +a;(x;)E;],i = 1,2 (6)

Y(y) = [-B(y)U, +B(y)U] @)

where «;(x;) is the input universe contraction factor and B(y) is the output universe contraction factor.
With a contraction factor change, the input variable and output variable will change to better adapt
to different control conditions and achieve more precise control objectives. Therefore, the design
and selection of contraction factors is also important and the details about contraction factors will be
introduced based on the proposed MPPT system in the next section.

The fuzzy rule is essential for a VUFLC system, let Ay, and By be regarded as linguistic variables
of input x; and output y, respectively. The fuzzy IF-THEN control rule [26] is formed as follows:

IF x1 is Ay, and x3 is Ay,, THEN y is By (8)

Unlike the conventional FLC, the universes of VUFLC can correspondingly adjust along with
changes to the input variables. The membership of input and output variables use the triangle. For a
complete fuzzy controller design, a defuzzification process is needed, that is, the VUFLC output is
converted from a linguistic variable to a numerical variable. There are many defuzzification methods,
and in this design, the center-of-gravity (COG) defuzzification method was employed [25,28,37].

3.3. Proposed Control Method

Figure 6 shows the block diagram of the PV MPPT control system. The ordinary PV module was
used for the PV power generation model, the DC/DC was converted and the output was connected to
a load.

PV modiule

R;

Proposedi
MPPT |
Control i

process

Figure 6. Block diagram of the PV MPPT control system.

As previously described, the proposed design steps of the VUFLC applied to PV MPPT system
are presented in the remainder of this subsection.

In terms of the input and output variables, the proposed VUFLC has two input variables and one
output variable. The two VUFLC input variables are the error E(k) and the difference in error CE(k),
which are calculated as follows [38].

E(k) p(k)——p(k—;) 9)
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CE(k) = E(k) — E(k—1) (10)

where k refers to the iteration number; p(k) is the instantaneous output power of PV; and v(k) is the
instantaneous output voltage of PV corresponding to kth sample.

In terms of the fuzzy control rules, according to the actual operation of the PV power generation
project and the previous MPPT control engineering experience, the linguistic expressions and the
initial universes of the inputs and output variables are given in Table 1.

Table 1. The input and output variables and initial universe.

Type L Universe
Parameter BRI Linguistic
I/0 Min Max
Power error/Volt error (x1) Input NB NS ZE PS PB —40 +40
Error change (x2) Input NB NS ZE PS PB —80 +80
Duty change (v) Output NBNMNSZEPSPMPB —-0.09  +0.09

The input and output variables have five and seven linguistic expressions, respectively. The input
variables have five linguistic expressions as follows: NB (negative big), NS (negative small), ZE (zero),
PS (positive small) and PB (positive big), and the output variables have seven linguistic expressions
as follows: NB (negative big), NM (negative medium), NS (negative small), ZE (zero), PS (positive
small), PM (positive medium), and PB (positive big), which adds two linguistic expressions. The initial
universe of the input variables x; and x; are normalized to the range (—40, +40) and (—80, +80),
respectively. The initial universe of the output variable y is normalized to the range (—0.09, +0.09).
All of the membership functions of the input and output variables use a triangular form, which is easy
to calculate and specifies the entire fuzzy partition of these variables.

According to Equations (9) and (10), the sign of the input variable x; shows if the operating point
is located on the left or right side when compared to the actual MPP position P-V curve, while xp
expresses the moving direction of this operation point [38,39]. The output control variable y can be
obtained under the fuzzy control rules. Based on Equation (8), the fuzzy control rules are given in
Table 2, which determine the VUFLC output control signal.

Table 2. The input and output variables and initial universe.

CE(x) U(y) E(xy) NB NS ZE PS PB
NB NB NS PS PM PB
NS NS PS PM PM PB
ZE NM NS ZE PS PM
PS NS ZE PS PM PB
PB NB NM NS PS PB

In terms of universe control factor design, the input and output variables can be adaptively
adjusted by the contraction factor in Equations (6) and (7), and the variable universe process can
be described from Figure 5. The conventional contraction factors are presented and discussed in
Reference [26], which achieved the contraction of the universe when the input variable was small.
In order to speed up the response time and improve the control accuracy, an improved universe control
factor for the input variable was proposed and designed, considering the influence of temperature
characteristics. The control factors of the new input variable are defined as follows:

& (%) =1 — Ay exp[—k1 (Ymax-ATC)?],0 < Ay < 1Lky > 0,i = 1,2 |AT,| < Oser (11)

where 0 < &/(x;) < 1, and is related to the maximum power temperature coefficient y;;,y and the
temperature change value ATc = T. The 74y can be found in the manufacturer’s datasheet.
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In Equation (8), the value of ¥y AT represents the power change with ambient temperature.
When AT increases, the a’(x;) value decreases, the universe of input variables x1 and x; are expanded,
the output power change becomes larger, and VUFCL will achieve fast MPP tracking. However,
if |AT:| > Bset (Bser is the maximum threshold for the temperature change setting), then a/(x;) will
become 1, and the universe variables take the maximum value. On the other hand, when AT drops,
the a/(x;) value rises, the universe of input variables x; and x; are contracted, and the VUFLC will
limit the oscillations and improve the MPP control tracking accuracy. Similarly, the modified output
variable control factor can be expressed as:

B(y) =1 — Asexp|—ka(Boc-ATc)?],0 < Ay < 1,ky > 0;|AT,| < Ot (12)

where B(y) is related to the Boc-ATc, because the output control signal is AD, which can adjust and
change the voltage ratio of the converter. When the control factor B(y) takes the voltage temperature
effect into account, the control compensation can be achieved, and the control accuracy is improved.

Different value selection of parameters A, Ay, k1, and k, will have a certain impact on the range
of variable universes and affect the convergence of the proposed control method. Considering the
correlation between the variables and actual engineering application, the related parameters were
chosen as Ay = 0.4, A, = 0.6, and k; = k, = 10*. Hence, a’ (x;) ranges from 0.4 to 1.0, and the range of
E(k) and CE(k) are limited to the limits (—40/—36, +36/+40) and (—80/—48, +48/+80), respectively.
Similarly, the range of U (output universe) is tuned to the limits (—0.09/—0.054, +0.054/+0.09).
Furthermore, the 6;s.; was selected as 2 °C. Therefore, the proposed VUFLC-temperature can change
the input and output universes with control factor variation. According to the selected parameters,
the input and output universes control factors &’ (x;) and B(y) are calculated by follows:

o (x;) = 1 —0.4exp[—10* (Ypax-ATC )]
B(y) = 1—0.6exp[—10*(Boc-ATc)’]
else a’(x;) = B(y) =1, |AT¢| >2°C

< o
}when|ATC| <2°C (13)

Figure 7 shows the curves of the variable universe control factors.

A
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0.9
0.8
0.7

T 05+ PO —

|
l ——
: U

| | ! | | | >
20 -1.5 -10 05 0 05 1.0 L5 20ar/c

Figure 7. Curves of variable universe control factors.

The TC of Puux, Ymax, Voc and Boc were chosen as —0.40%/°C and —0.30%/°C, which can
adjust the universes of the input and output variables to achieve the MPPT of a PV system by using
control factors. Therefore, the VUFLC-temperature can improve the control accuracy and reduce
power fluctuations in the PV MPPT.

In regard to the implementation of VUFLC for MPP, the proposed VUFLC-temperature MPPT
control algorithm was implemented as follows. First, the controller detects the output V), and I, of
the PV module and computes the E(k) and CE(k), then it measures the PV module temperature T¢(k)
and evaluates AT (or calculates by related evaluation method of the test standard). According to
the different AT values, the VUFLC-temperature controller selects different universe control factors
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based on Equation (13). Finally, the updated duty cycle control signal is output to control the power
converter and achieve MPPT tracking. The detailed and complete control implementation flow chart is

shown in Figure 8.

‘ Control initialization ‘

Input 8, value

set

compute E(k) and CE(k)
v

Measure the PV module
temperature Tc(k),and evaluateAT|
Parameters
acquisition and
| processing Yes

o

‘ﬁ<y>:1-o.6exp[—104-(/foc-ATcV]}—’ ﬂ(y)=j

A
| it5) =1-0400-10" (AT

Rules base

% Fuzzy inference

VUFLC-temp
MPPT
Algorithm

Defuzzifization

Figure 8. Flowchart of the proposed variable universe fuzzy logic control temperature
(VUFLC-temperature) MPPT control algorithm procedure.

4. Simulation Results

The MPPT control system based on VUFLC-temperature algorithm was simulated and developed
to test and confirm the proposed method, as shown in Figure 6. A boost circuit was selected to be
the converter to achieve the MPP by adjusting the control signal through the VUFLC-temperature
controller. The proposed control algorithm and MPPT system were simulated in MATLAB/Simulink
(version 9.1, the MathWorks, Inc., Natick, MA, USA). The simulation model consisted of radiation and
temperature input units, a PV module, a converter, a load and the proposed controller. The output of
the PV module was connected to the boost converter, then the controller adjusted the duty cycle of the
converter control signal to achieve maximum power control. The proposed VUFLC-temperature MPPT
PV system is shown in Figure 9. The control logic was implemented through software programming.
The PV module, boost converter and load were built with the related components in SimPowerSystems.
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Figure 9. Simulation model of the VUFLC-temperature PV MPPT system.

The simulation parameters of the Crystalline Silicon PV module are listed in Table 3.
The simulation input was composed of five listed PV modules connected in series and the total
input peak power was 1650 W.

Table 3. Simulation PV module parameters.

Electrical(STC) Temperature Characteristics
Specification Data Specification Data
Maximum Power (Pj4x) 330 W Temperature Coefficient of P,y —0.41%/°C
Temperature Coefficient of V/ —0.38%/°C
Optimum Operating Voltage (Vi) 375V P 1 oc /
Temperature Coefficient of Isc 0.05%/°C
Nominal Operating Cell Temperature 45+2 °C
Open Circuit Voltage (Vi) 462V P & p
Operational Temperature —40~+85 °C

Figures 2 and 3 demonstrate that the temperature will affect the PV output power and that the MPP
of the PV module also shifts with temperature changes [30]. At maximum and minimum operating
temperatures per day, the output power can vary by about 20%. The simulation model system (Figure 9)
can simulate the temperature and irradiance fluctuation of the input PV array, which indicates the
adaptability and superiority of the system under different operation conditions. In order to better
demonstrate the proposed control strategy, its control effects were compared with conventional MPPT
FLC (fuzzy logic control) and INC (incremental conductance) under the same conditions.

Figure 10 shows that the simulation results of the MPPT control tracking process under the
solar radiation intensity remained at 500 W/m? constantly and the temperature changed slowly;
the temperature rose from a minimum of 0 °C to a maximum of 72 °C, then dropped back to the
lowest temperature value as seen in Figure 10a, where the PV output voltage and power changed
slowly. In Figure 10b, using the proposed method, the output and power could respond quickly with
precise tracking. However, in Figure 10c with FLC and Figure 10d with INC, respectively, the output
power had relatively large fluctuations at 0.43 s and 0.56 s, which could not accurately adapt to the
temperature changes.
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Figure 10. MPPT tracking simulation results of different control methods in variable temperature:
(a) Change temperature and keep the solar radiation constant; (b) VUFLC; (c) fuzzy logic control (FLC);
(d) incremental conductance (INC).

In Figure 11, the radiation and temperature simultaneously changed, with random changes during
the 1.0 s period. Before 0.3 s, the irradiance and temperature almost rose synchronously, then kept at the
maximum of 1000 W/m? and 60 °C at 0.37 s. At 0.5 s, the radiation declined to 500 W/m?, and at 0.78 s
reached 1000 W/m? again. At 0.715 s, the temperature changed to 25 °C and at 0.92 s back to 60 °C.
In Figure 11b, with VUFLC, when the radiation and temperature varied, the power curve had smooth
tracking, no power loss and the power ripple maximum power point oscillations were eliminated.
In Figure 11c,d, with FLC and INC, the power tracking error and fluctuation were comparatively large,
when the temperature changed the power curves overshot and loss were occurred.

Figure 12 shows the simulation results of the MPPT tracking process under the temperature
step change. Before 0.4 s, the temperature was 20 °C. At 0.4 s, the temperature step increased from
20 °C to 50 °C. Additionally, before 0.2 s, the initial radiation was 0 W/m?, and it quickly increased
to 1000 W/m? at 0.25 s, then at 0.4 s began to drop to 250 W/m? at 0.45 s. As shown in Figure 12b,
the VUFLC has a quick MPPT response. However, Figure 12c with FLC and Figure 12d with INC had
a large overshoot and dynamic error; at 0.4 s, the power tracking with FLC and INC both had power
fluctuation loss.

The simulation results for the proposed VUFLC-temperature based MPPT control method are
presented and compared to the conventional FLC with temperature change. The variable universe
control factors of the VUFLC controller will dynamically adjust according to the change in atmosphere;
when the module temperature rises or drops, the input and output universe control factors are chosen
with different values to speed up the MPPT and control convergence and all the power tracking
waveforms with VUFLC are smooth with less loss and no overshooting, which has a faster tracking
speed and more precise control effect than the other methods. It can be seen from the results that
VUFLC had a significant impact on the MPP tracking control, where a relatively small universe can
improve the control accuracy and reduce the oscillation at the MPP. The comparisons between the
simulation results and existing others are briefly summarized in Table 4.
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Figure 11. MPPT tracking simulation results of different control methods in variable radiation and
temperature: (a) Changing solar radiation and temperature simultaneously; (b) VUFLC; (c) FLC;
(d) INC.
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Figure 12. MPPT tracking simulation results of different control methods in variable radiation and step
temperature: (a) Changing solar radiation and step temperature simultaneously; (b) VUFLC; (c) FLC;
(d) INC.

According to the simulation and comparative analysis results, the proposed VUFLC-temperature
MPPT method had a better control performance, especially under conditions of temperature
change. The VUFLC-temperature method could also obtain a fast tracking speed, small oscillation,
and improved accuracy during the step temperature change.
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Table 4. Performance comparison of different MPPT control methods.

MPPT Methods
Items
Proposed
P&O INC ANN FLC VUFLC
Dynamic Poor Medium High Medium High
response
Trans.1 ent Bad Bad Good Good Good
fluction
St.eady Large Moderate Zero Small Zero
oscillation
Static error High High Low Low Low
Control accurcy Low Accurate Accurate Accurate Excellect
Tracking speed Slow Slow Moderate Fast Very fast
Overall . . . . .
efficiency Medium Medium High High High
SYStem Simple Simple Medium Medium Medium
complexity
Tempera.t ure Poor Poor Good Good Excellect
characteristics

5. Experimental Validation

In order to further verify the analysis and simulation results, the proposed VUFLC-temperature
MPPT control algorithm was experimentally validated on a PV system prototype. A photograph of the
experimental prototype hardware is shown in Figure 13.

Digital scope

Grid-connected iu\'erte [

T
- == 3 Main control chip

Programmable DC power
supply 6215H-6008

Figure 13. Experimental setup of the PV MPPT system.

A PV module analog programmable DC power supply 6215H-600S (CHROMA ATE (SUZHOU)
CO., LTD., Suzhou, China) was employed as the input for the test; it was also used to emulate different
working environments and temperature changes. The main control chip was a DSP (Digital signal
processor) TMS320F28035 which was employed for implementing the proposed control algorithm.
A boost converter was employed to achieve the power conversion and MPPT. A grid-connected
inverter was connected to the output of the boost converter.

The experimental waveforms under different operating conditions were captured using the
Chroma dedicated photovoltaic power generation monitoring software (F/W Version: Chroma ATE
61250H-600S,00368,01.10). The experimental results for the temperature change and radiation constant
operation are shown in Figure 14. The radiation was 1000 W/m? and temperature was 52 °C. The MPPT
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P-V curve is shown as a brightly colored thick line in Figure 14a. The MPP was 1636.50 W, then as
the temperature rose to 60 °C as the light color curve shows, when downloading this I-V input file to
the 6215H-600S, the experimental waveform becomes the P-V curves in Figure 14b, and the MPP was
1582.30 W.

] o
30 350 280

V(V) | - | Viv)
@ (b)

Figure 14. Experimental P-V tracking curve results of the constant irradiation and change temperature.
(a) 1000 W/m?, 52 °C (b) 1000 W/m?2, 60 °C.

The maximum power reduced can be calculated as follows:
APpax = Ymax-AT-Prax (14)

According to the set experimental temperature coefficient, y;,x was —0.41%/°C and the set
Pjuay maximum power was 1650 W of 6215H-600S output. Because the AT was 8 °C, the theoretical
calculation was 54.12 W. Additionally, the experimental test value was 54.20 W, which could rapidly
maintain maximum power tracking.

Figure 15 shows the experimental results of the MPPT tracking process under different maximum
powers (the maximum power was set at 1500 W), irradiations and temperatures. When the temperature
varied from 35 °C to 45 °C and the radiation synchronization increased from 500 to 1000 W/ m2,
the MPP also changed from 798.7 to 1498.5 W, and the control output power fast tracked the new MPP
quickly, as shown in Figure 15b.

o ) I
o -
P ) NIKETE]
| | | [} ] [} I | [ ] ] ] | [
50 100 150 200 250 300 350 400 468 1 5 5 400 488
V(v)
@)

Figure 15. Experimental P-V tracking curve results of the change irradiation and change temperature.
(a) 500 W/m?2, 35 °C (b) 1000 W/m?, 45 °C.
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To verify the effectiveness and advantages of the proposed VUFLC-temp MPPT algorithm,
comparative experiments of different MPPT control methods were conducted in the same experimental
system. Figure 16 shows the experimental results of the three MPPT algorithms.
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Figure 16. Under temperature step change: (a) Experimental results of MPPT control; using (b) VUFLC,

(¢) FLC and (d) INC.

As shown in Figure 16a, the irradiation intensity was a constant 1000 W/ m?. Before 5.0 s, the set
temperature was 47 °C. At 5.0 s, the temperature steps from 47 to 52 °C. The temperature was kept at
52 °C at 10 s, then at 15.0 s, it stepped from 52 °C to 60 °C. Figure 16b—d show the results with VUFLC,

FLC, and INC, respectively.

The experimental results show that the proposed VUFLC-temperature method had a faster
tracking speed and smooth transition in the temperature step change in Figure 16b. However, the MPP
fluctuations and oscillations occurred at temperature transition points with the FLC and INC where
there were both power losses in Figure 16¢,d. Furthermore, the VUFLC had better tracking stability as
well as a more robust and lower static error than the others. The maximum power magnitudes and
MPPT effectivenesses with different control algorithms are listed in Table 5.

Table 5. Experimental comparison of MPPT methods.

Condition (1000 W/m?)

The Experimental Results

INC FLC Proposed VUFLC
47°C Maximum power g1 5 1453 1488.9
W)
Tracking efficiency 98.23 98.92 99.93
o . . .
52°C Maximum power 1452.1 1455.8 1460.0
W)
Tracking efficiency 98.01 98.74 99.90
0 . . .
Maximum power 14039  1407.7 1411.9
o W)
60 °C
Tracking efficiency 97,87 9821 99 87

(%)
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It can be seen that when the temperature changed, the proposed VUFLC-temperature controller
had a better dynamic performance than the conventional FLC and INC control algorithms, and it was
more effective at tracking and reducing the MPP oscillation.

6. Conclusions

In this paper, an advanced MPPT VUFLC-temperature method was proposed for a photovoltaic
system, which could dynamically adjust the universe of the fuzzy controller and consider the effects
of temperature changes. The output characteristics of PV cells were discussed, and according to the
effects of temperature, the universe control factors were proposed and designed. Compared to the fixed
universe of conventional fuzzy control, the new VUFLC-temperature MPPT method had a dynamically
adjusted control factor according to the temperature change value, which could improve the MPPT
tracking speed and accuracy. Different experiments were carried out. The simulation and experimental
results verified the effectiveness and advantages of the proposed VUFLC-temperature MPPT method.
Compared to the traditional methods, the proposed controller had a better tracking control performance
under environmental changes in photovoltaic power generation systems, especially with temperature
variations. The experimental results of the control system are basically consistent with the theoretical
calculations when the temperature condition changes. As shown in Figure 14, the theoretical calculation
and actual error is only 0.08 W. There is almost no power loss and control overshoot in Figure 16. It has
the largest power generation when the temperature changes in Table 5, which is about 4 W higher
than other control methods. The proposed control method not only improves the MPP tracking speed,
it has the fastest tracking speed in all comparison control algorithms under the same simulation and
experimental conditions, but also has higher tracking efficiency, which can improve tracking efficiency
by approximately 1%.

Author Contributions: Y.W. proposed the main idea, designed the control system, performed the experiments
and wrote the paper. Y.Y., G.F and B.Z. contributed to the discussion of this research. HW., H.T., L.F. and X.C.
double-checked and revised the whole manuscript.

Funding: This work was supported in part by the project of the Jiangsu Overseas Research and Training
Program for the University, Science and Technology Project of Jiangsu Province Construction System, Science and
Technology Planning Project of Suzhou City, and the Qinlan Project of Suzhou Vocational University.

Conflicts of Interest: The authors declare no conflict of interest.

References

1. Metry, M.; Shadmand, M.B.; Balog, R.S.; Abu-Rub, H. MPPT of Photovoltaic Systems Using Sensorless
Current-Based Model Predictive Control. IEEE Trans. Ind. 2017, 53, 1157-1167. [CrossRef]

2. Kreeumporn, W.; Ngamroo, I. Optimal Superconducting Coil Integrated Into PV Generators for Smoothing
Power and Regulating Voltage in Distribution System With PHEVs. IEEE Trans. Appl. Supercond. 2016, 26,
5402805. [CrossRef]

3. Reisi, A.R.; Moradi, M.H.; Jamasb, S. Classification and comparison of maximum power point tracking
techniques for photovoltaic system: A review. Renew. Sustain. Energy Rev. 2013, 19, 433—443. [CrossRef]

4. Ram, J.P; Babu, T.S.; Rajasekar, N. A comprehensive review on solar PV maximum power point tracking
techniques. Renew. Sustain. Energy Rev. 2017, 67, 826-847. [CrossRef]

5. Li, X; Li, Y,; Seem, J.E.; Lei, P. Detection of Internal Resistance Change for Photovoltaic Arrays Using
Extremum-Seeking Control MPPT Signals. IEEE Trans. Control Syst. Technol. 2016, 24, 325-333. [CrossRef]

6.  Robles Algarin, C.; Sevilla Hernandez, D.; Restrepo Leal, D. A Low-Cost Maximum Power Point Tracking
System Based on Neural Network Inverse Model Controller. Electronics 2018, 7, 4. [CrossRef]

7. Shebani, M.M,; Igbal, T.; Quaicoe, ].E. Comparing bisection numerical algorithm with fractional short circuit
current and open circuit voltage methods for MPPT photovoltaic systems. In Proceedings of the 2016 IEEE
Electrical Power and Energy Conference (EPEC), Ottawa, ON, Canada, 12-14 October 2016; pp. 1-5.


http://dx.doi.org/10.1109/TIA.2016.2623283
http://dx.doi.org/10.1109/TASC.2016.2591981
http://dx.doi.org/10.1016/j.rser.2012.11.052
http://dx.doi.org/10.1016/j.rser.2016.09.076
http://dx.doi.org/10.1109/TCST.2015.2424857
http://dx.doi.org/10.3390/electronics7010004

Electronics 2018, 7, 355 17 of 18

10.

11.

12.

13.

14.

15.

16.

17.

18.

19.

20.

21.

22.

23.

24.

25.

26.

27.

Masoum, M.A.S.; Dehbonei, H.; Fuchs, E.F. Theoretical and experimental analyses of photovoltaic systems
with voltageand current-based maximum power-point tracking. IEEE Trans. Energy Convers. 2002, 7, 514-522.
[CrossRef]

Deopare, H.; Deshpande, A. Modeling and simulation of Incremental conductance Maximum Power Point
tracking. In Proceedings of the 2015 International Conference on Energy Systems and Applications, Pune,
India, 30 October—1 November 2015; pp. 501-505.

Amri, B.; Ashari, M. The comparative study of Buck-boost, Cuk, Sepic and Zeta converters for maximum
power point tracking photovoltaic using P&O method. In Proceedings of the 2015 2nd International
Conference on Information Technology, Computer, and Electrical Engineering (ICITACEE), Semarang,
Indonesia, 16-18 October 2015; pp. 327-332.

Lin, W.-M.; Hong, C.-M.; Chen, C.-H. Neural-Network-Based MPPT Control of a Stand-Alone Hybrid Power
Generation System. IEEE Trans. Power Electron. 2011, 26, 3571-3581. [CrossRef]

Karatepe, E.; Hiyama, T. Artificial neural network-polar coordinated fuzzy controller based maximum power
point tracking control under partially shaded conditions. IET Renew. Power Gener. 2009, 3, 239-253.
Modani, D.; Shrivastava, V. Improvement in efficiency of PV module using soft computing based MPPT.
In Proceedings of the 2016 3rd International Conference on Computing for Sustainable Global Development
(INDIACom), New Delhi, India, 16-18 March 2016; pp. 2273-2278.

Narendiran, S.; Sahoo, 5.K.; Das, R.; Sahoo, A K. Fuzzy logic controller based maximum power point tracking
for PV system. In Proceedings of the 2013 Fourth International Conference on Computing, Communications
and Networking Technologies (ICCCNT), Tiruchengode, India, 4-6 July 2016; pp. 29-34.

Da Rocha, N.M.M.; Martins, D.C.; Passos, ].C. MPPT method based on temperature control of the photovoltaic
cells. In Proceedings of the 2016 12th IEEE International Conference on Industry Applications (INDUSCON),
Curitiba, Brazil, 20-23 November 2016; pp. 1-8.

Francisco, R.; Cruz, D. An Optimized Maximum Power Point Tracking Method Based on PV Surface
Temperature Measurement. In Sustainable Energy—Recent Studies; Gebremedhin, A., Ed.; InTech: Vienna,
Austria, 2012.

Coelho, R.E; Concerand, EM.; Martins, D.C. A MPPT approach based on temperature measurements applied
in PV systems. In Proceedings of the 2010 IEEE International Conference on Sustainable Energy Technologies
(ICSET), Kandy, Sri Lanka, 6-9 December 2010; pp. 1-6.

Park, M.; Yu, L A. Study on the optimal voltage for MPPT obtained by surface temperature of solar cell.
In Proceedings of the 30th Annual Conference of IEEE Industrial Electronics Society, Busan, South Korea,
2-6 Novemver 2004; Volume 30, pp. 2040-2045.

Ali, AM.; Mustafa, S.S.; Mutlag, A.H. Design optimization of solar power system with respect to temperature
and sun tracking. In Proceedings of the 2016 Al-Sadeq International Conference on Multidisciplinary in IT
and Communication Science and Applications (AIC-MITCSA), Baghdad, Iraq, 9-10 May 2016; pp. 1-5.
Mellit, A.; Kalogirou, S.A. MPPT-based artificial intelligence techniques for photovoltaic systems and its
implementation into field programmable gate array chips: Review of current status and future perspectives.
Energy 2014, 70, 1-21. [CrossRef]

Mellita, A.; Kalogirou, S.A. Artificial intelligence techniques for photovoltaic applications: A review.
Prog. Energy Combust. Sci. 2008, 34, 574—-632. [CrossRef]

Subudhi, B.; Pradhan, R. A Comparative Study on Maximum Power Point Tracking Techniques for
Photovoltaic Power Systems. IEEE Trans. Sustain. Energy 2013, 4, 89-98. [CrossRef]

Algazar, M.M.; AL-monier, H.; EL-halim, H.A.; El Kotb Salem, M.E. Maximum power point tracking using
fuzzy logic control. Electr. Power Energy Syst. 2012, 39, 21-28. [CrossRef]

Chin, C.S.; Neelakantan, P.; Yoong, H.P.; Teo, K.T.K. Fuzzy Logic Based MPPT for Photovoltaic Modules
Influenced by Solar Irradiation and Cell Temperature. In Proceedings of the 2011 UkSim 13th International
Conference on Computer Modelling and Simulation, Cambridge, UK, 30 March-1 April 2011; pp. 376-381.
Rezk, H.; Eltamaly, A M. A comprehensive comparison of different MPPT techniques for photovoltaic
systems. Sol. Energy 2015, 112, 1-11. [CrossRef]

Li, H.-X. Variable universe stable adaptive fuzzy control of a nonlinear system. Comput. Math. Appl. 2002, 44,
799-815. [CrossRef]

Qin, L.; Hu, J.; Li, H.; Chen, W. Fuzzy Logic Controllers for Specialty Vehicles Using a Combination of Phase
Plane Analysis and Variable Universe Approach. IEEE Access 2017, 5, 1579-1588. [CrossRef]


http://dx.doi.org/10.1109/TEC.2002.805205
http://dx.doi.org/10.1109/TPEL.2011.2161775
http://dx.doi.org/10.1016/j.energy.2014.03.102
http://dx.doi.org/10.1016/j.pecs.2008.01.001
http://dx.doi.org/10.1109/TSTE.2012.2202294
http://dx.doi.org/10.1016/j.ijepes.2011.12.006
http://dx.doi.org/10.1016/j.solener.2014.11.010
http://dx.doi.org/10.1016/S0898-1221(02)00192-X
http://dx.doi.org/10.1109/ACCESS.2017.2656124

Electronics 2018, 7, 355 18 of 18

28.

29.

30.
31.

32.

33.

34.

35.

36.

37.

38.

39.

Shan, W.; Ma, Y.; Newcomb, R.-W.; Jin, D. Analog Circuit Implementation of a Variable Universe Adaptive
Fuzzy Logic Controller. IEEE Trans. Circuits Syst. II Exp. Briefs 2008, 10, 976-980. [CrossRef]

Tang, S.; Sun, Y,; Chen, Y,; Zhao, Y.; Yang, Y.; Szeto, W. An Enhanced MPPT Method Combining
Fractional-Order and Fuzzy Logic Control. IEEE ]. Photovolt. 2017, 7, 640-650. [CrossRef]

Rekioua, D.; Matagne, E. Optimization of Photovoltaic Power Systems; Springer: London, UK, 2012.

Datta, M.; Senjyu, T. Fuzzy Control of Distributed PV Inverters/Energy Storage Systems/Electric Vehicles
for Frequency Regulation in a Large Power System. IEEE Trans. Smart Grid 2013, 4, 479-488. [CrossRef]
Ding, K,; Bian, X.G.; Liu, H.H.; Peng, T. A MATLAB-Simulink-Based PV Module Model and Its Application
Under Conditions of Nonuniform radiation. IEEE Trans. Energy Convers. 2012, 27, 864-872. [CrossRef]
Jiang, Y.; Qahougq, ].A.A ; Batarseh, I. Improved solar PV cell Matlab simulation model and comparison.
In Proceedings of the 2010 IEEE International Symposium on Circuits and Systems, Paris, France,
30 May-2 June 2010; pp. 2770-2773.

Villalva, M.G.; Gazol, ].R,; Filho, E.R. Modeling and circuit-based simulation of photovoltaic arrays.
In Proceedings of the 2009 Brazilian Power Electronics Conference, Bonito-Mato Grosso do Sul, Brazil,
27 September-1 October 2009; pp. 1244-1254.

Tan, Y.T.; Kirschen, D.S.; Jenkins, N. A Model of PV Generation Suitable for Stability Analysis. IEEE Trans.
Energy Convers. 2004, 19, 748-755. [CrossRef]

Ni, J.; Luo, J.; Chen, Z.; Chen, ]. Variable Universe Adaptive Fuzzy Control for Liquid Lever. In Proceedings
of the 2008 International Symposium on Computational Intelligence and Design, Wuhan, China,
17-18 October 2008; Volume 1, pp. 58-161.

Cao, D.-Y,; Zeng, S.-P; Li, ]J.-H. Variable universe fuzzy expert system for aluminum electrolysis.
Trans. Nonferrous Met. Soc. China 2011, 21, 429-436. [CrossRef]

Messai, A.; Mellit, A.; Guessoum, A.; Kalogirou, S.A. Maximum power point tracking using GA optimized
fuzzy logic controller and its FPGA implementation. Sol. Energy 2011, 85, 265-277. [CrossRef]

Tousi, S.M.R.; Moradi, M.H.; Basir, N.S.; Nemati, M. A functionbased maximum power point tracking
method for photovoltaic systems. IEEE Trans. Power Electron. 2016, 31, 2120-2128. [CrossRef]

® © 2018 by the authors. Licensee MDPI, Basel, Switzerland. This article is an open access
@ article distributed under the terms and conditions of the Creative Commons Attribution

(CC BY) license (http:/ /creativecommons.org/licenses/by/4.0/).


http://dx.doi.org/10.1109/TCSII.2008.926795
http://dx.doi.org/10.1109/JPHOTOV.2017.2649600
http://dx.doi.org/10.1109/TSG.2012.2237044
http://dx.doi.org/10.1109/TEC.2012.2216529
http://dx.doi.org/10.1109/TEC.2004.827707
http://dx.doi.org/10.1016/S1003-6326(11)60732-2
http://dx.doi.org/10.1016/j.solener.2010.12.004
http://dx.doi.org/10.1109/TPEL.2015.2426652
http://creativecommons.org/
http://creativecommons.org/licenses/by/4.0/.

	Introduction 
	Model and Characteristics of a PV System 
	MPPT Control System and Proposed Control Method 
	MPPT Control System 
	Variable Universe Fuzzy Logic Control (VUFLC) 
	Proposed Control Method 

	Simulation Results 
	Experimental Validation 
	Conclusions 
	References

