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Abstract: Direct Position Determination (DPD) of coherent pulse trains using a single moving
sensor is considered in this paper. Note that when a large observation window and relative
maneuvering course between emitter and receiver both exist, the localization accuracy of Doppler
frequency shift only based DPD will decline because of the noticeable Doppler frequency shift
variations. To circumvent this problem, a Doppler frequency shift and Doppler rate based DPD
approach using a single moving sensor is proposed in this paper. First, the signal model of the
intercepted coherent pulse trains is established where the Doppler rate is taken into consideration.
Then, the Maximum Likelihood based DPD cost function is given, and the Cramer—Rao lower bound
(CRLB) on localization is derived whereafter. At last, the Monto Carlo simulations demonstrate
that in one exemplary scenario the Doppler frequency shift variations are noticeable with a large
observation window and the proposed method has superior performance to the DPD, which is only
based on the Doppler frequency shift.

Keywords: direct position determination; Doppler; Doppler rate; maximum likelihood estimator;
coherent pulse trains; single moving sensor; Cramer—Rao lower bound

1. Introduction

Locating a stationary emitter from passive observations received by moving sensors is a problem
that attracts much interest for both civil and defense-oriented applications in the signal-processing
and underwater-acoustics literature, etc. Considering the relative motion between the emitter and the
receiver, the Doppler effect is often used to estimate the position. The conventional methods usually
estimate the intermediate parameters such as Frequency Difference of Arrival (FDOA) with respect to
a reference receiver (also known as differential Doppler) [1,2], Doppler frequency shift [3,4] or Doppler
Rate [5-7], etc in the first step independently, and determine the position in the second step [8-10].
However, these two-step methods are not guaranteed to yield optimal location results since they
ignore the intrinsic constraint that all measurements should correspond to the same location [11].
Avoiding the step of estimating the intermediate parameters, a novel localization conception known
as Direct Position Determination (DPD) was presented [12-18]. Emitter position is extracted directly
through processing the raw signals in DPD. It has been proved that the localization accuracy of DPD is
superior to the two-step method, especially at low signal-to-noise ratio (SNR) [19,20].

In the last decade, multiple Doppler effect based DPD algorithms have been presented. In [21],
Doppler frequency shifts based DPD was presented for narrow-band radio emitters which provides
better accuracy than the two-step differential Doppler based method at low SNR no matter if the
intercepted signals are known or unknown. By using a Minimum Variance Distortion Response
(MVDR) estimator, the high resolution DPD of narrow-band signals based on FDOA is studied in [22].
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It can achieve higher resolution than the Maximum Likelihood (ML) type DPD since the MVDR is
more sensitive to model errors in the steering vectors. In addition, some works also focus on the DPD
of wide-band signals. Ref. [23] advocates a DPD approach of wide-band emitters based on time delay
and FDOA, and the closed-form expression for Cramer-Rao lower bound (CRLB) is also presented.
Different with [23], the received wide-band signals are partitioned into multiple non-overlapping
short-time signal segments in [24]. By coherent summation and non-coherent summation of the
multiple short-time signal segments, novel DPDs were derived in it. The results show that both
coherent summation-based and non-coherent summation-based DPD exhibit improved localization
accuracy when the number of short-time signal segments increases. Considering that the previous
DPD methods only exploit a single pulse, which is treated as an independent interaction even if the
sensors received multiple pulses, Ref. [25] proposed a multi-pulse coherent accumulation algorithm of
DPD using the Time Difference of Arrival (TDOA) and FDOA for coherent short-pulse radar, which
brings superior performance in accuracy and resolution.

Nevertheless, a multiple pulses accumulation will enlarge the observation window. Therefore, only
using the Doppler frequency shifts cannot sufficiently reflect the Doppler effect since the Doppler
frequency shift variation during each observation window is also noticeable. It is straightforward to
infer that ignoring the Doppler frequency shift variations will result in a bias on the emitter location
estimation in Doppler effect based DPD. Both the above inferences will be demonstrated in the
simulations of this paper. To solve these problems, the Doppler rate, which is caused by relative
acceleration, should be taken into consideration. Therefore, the utilization of Doppler rate in DPD
is reasonable in two aspects. Firstly, it can enlarge observation window without the influence of the
noticeable Doppler frequency shift variations. Secondly, it supplies additional information with respect
to the emitter position which may result in a distinct increase in localization accuracy.

On the other hand, additional note should be set forth that these previous publications mainly
focused on Doppler effect based DPD using multiple space separated sensors which has to synchronize
and transfer data between different sensors. In this case, it is difficult to be implied in real applications
especially for DPD which processes large amounts of raw signal data instead of the intermediate
parameters in the two-step methods. To this end, DPD with a single moving receiver may be
more practical.

Motivated by the above facts, this paper focuses on the Doppler and Doppler rate based DPD
using a single moving sensor for coherent pulse trains. As studied in [26], coherent pulse trains are
portions of a continuous wave and the phases from pulse to pulse are in phase with the original wave.
Without the measurement errors, all pulses may be generated from a single pulse by extrapolation. It is
well known that coherent technologies are widely used in modern radar systems since their excellent
performance in estimating range, radial velocity, and acceleration of a target. The relevant research
can be found in [27-30]. With the aim to localize such an emitter, the proposed approach is derived
and analyzed.

The main contributions of the work in this paper can be concluded as three aspects. Firstly, we
take a first look at the problem of the noticeable Doppler frequency shift variation with a large
observation window in Doppler effect based DPD and illustrate that it will result in a degradation
of the localization accuracy in a Doppler frequency shift only based DPD. Secondly, we proposed
a Doppler and Doppler rate based DPD approach to solve this problem which was not previously
available. Finally, the theoretical lower bound (CRLB) for localization is also derived as a reference to
examine the performance of the proposed method.

The rest of this paper is organised as follows. Section 2 formulates the model of coherent pulse
trains intercepted by a single moving sensor. In Section 3, we derive the ML type DPD cost function.
Section 4 derives the CRLB, and Section 5 provides the numerical simulations. The discussion and
conclusions are made in Sections 6 and 7, respectively.
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2. Problem Formulation

The formulation is in a 2D plane for ease of illustration. It is straightforward to extend to three
dimensions. Consider a stationary emitter and a sensor with a single receiving antenna is moving
relative to the emitter. The position of the emitter is denoted by the vector of coordinates p = [x y]”.
The sensor intercepts coherent pulse trains of the emitter at L interception intervals (also known as
observation windows) along its trajectory. The starting velocity and acceleration of the sensor during
the [-th interception interval are denoted as 7; and a;, respectively. The vector between the emitter
and the sensor is 7(t), and, therefore, in a interception interval (t € [0, A]), the distance between the
sensor and the emitter ||7;()|| can be expanded by Taylor series as a second-order binomial

lr(B)1] = llrall + o1t + 0.5a,2, 1)

where ||«|| denotes the Euclidean norm of &, r; = pf — p where p{ stands for the initial position of
the sensor during the /-th interception interval, v; is the radial velocity of the sensor at the start time
of the [-th interception interval and g; is supposed to be the constant radial acceleration during the
I-th interception interval. Here, we do not further consider the higher order terms of ||7;(t)|| since
generally they are quite small. Then, according to the principle of kinematics

_oln  olop -0l aln
U= -4 = 7 (2)
Ll 7] 7]

where («)T stands for the transpose of a. In the second function of equation (2), we take the scene where
the sensor is maneuvering into consideration. If the receiver motion is supposed to be Recti Linear
Constant Speed (RLCS), which is conventional in radar research, we just need to set a; = [0 0] T
resulting in a; = (6] 9; — v?)/||r;||. It should be noted that the radial acceleration which will result in
the Doppler rate can be produced even though the receiver is on a nonmaneuvering course. A possible
localization scenario is presented in Figure 1.

vA

Single Moving Sensor

/ﬂﬁ)ﬁ p

Emitter

X
Figure 1. The localization scenario.

Hitherto, the relative motion relationship between the emitter and the sensor is established.
Now, we formulate the model of the intercepted signals. At first, we define all the pulses during
a single interception interval as a pulse train. Then, the emitted L coherent pulse trains can be

formulated as
K

xi(t) = ) s(t = Texp{jl2mfet + o] }P(t — Tyx), ®)
k=1
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where we suppose that each interception interval has K pulses, s(t — T ) is the unknown envelope
of the baseband transmitted signal of the coherent pulses as a function of the time ¢, delayed by Tj,
which is the transmitted time of the k-th pulse from the emitter to the sensor during the /-th interval.
fc is the nominal frequency of the transmitted signal, which is assumed to be known. ¢ denotes
the initial phase of the pulse trains, and P(f) stands for a rectangular function which equals 1 at the
interval [0, t,], where t, is the pulse width.

To simplify the notations, consider each interception interval separately and replace ¢ with
ty =t—T; € [0,ta], where Tj is the start time of the [-th interval, ¢ » is the length of the interception
interval which is supposed to be the same for every interval. Meanwhile, hypothesize that no multipath
exists in the system so that the intercepted noise-free pulse train during the I-th interception interval
appears as

K
zi(t;) = bpxy(tp —(t)) = Y bis(t; — Tyi)exp{j2mfe(ty — 1 — —h - 7) +¢ol}P(t — Tix), (4)
pa

v, atf

c
where b; is an unknown complex scalar representing the channel attenuation during the I-th interval.
Note that we do not assume any specific model for the relation between b; and the location of the emitter,
just suppose that b; is fixed during the I-th interval. In addition, 7;(t;) = ||#;(#;)||/c is the transmission
delay where c is the signal propagation velocity, and 7; = ||7;|| /c. Note that T), = T;x + 7 — T} is the
known time of arrival of the k pulse during the I-th interval relative to T; where we further ignore
the phase change of s(t) caused by the Doppler effect which is very little due to the extremely short
duration of pulses. To show the model of the signals in (4) visibly, a schematic diagram is presented in
Figure 2 where T4 denotes the total observation time in it.

The 1-th The 2-th The I-th The L-th
Interval Interval Interval Interval
7N A o o o 7N e o o 7N

t=0 2\\ Tarr

Pulse 1 Pulse k Pulse K

Figure 2. Schematic diagram of the signals.

Define
a U] N
= —f,a5; = —f, 5
fd,l cJe d,l cle ®)

where f;; is the Doppler frequency shift at the start time of the I-th interception interval, and a;,
denotes the Doppler rate which is approximately stationary during the /-th interception interval.
For the sake of simplicity, suppose that the receiver samples N snapshots during each interception
interval. Then, the received pulse trains of discrete signal model after being down converted to
intermediate frequency can be formulated as

K
zy(n) = Y bys(n — Nyg)exp[j(2rf{nTs — magn®TZ + 6;)]P(n — Nyg) + w;(n), (6)
=1
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where n = 1,...,N, Ts is the sampling period, and N;; = T;;/Ts. The intermediate frequency
influenced by Doppler frequency shift f/ = f. — fir — fs; where fip is the local frequency of the
receiver, and w;(n) denotes the additive white Complex Gaussian noise.

Note that, in the previous research with respect to Doppler effect based DPD, a;, is usually
omitted since its small value compared with f;;. However, with a large observation window ¢,
the Doppler frequency shift variation may be noticeable even if the receiver is on a nonmaneuvering
course. In this paper, we take a,; into consideration which can compensate this problem well.

To simplify the notations, we assume that every pulse has M snapshots. Only consider the k-th
pulse during the [-th interception interval, i.e., let m = n — Nj; then, (6) can be formulated as

zx(m) = bjs(m)explj(2rfi Ny Ts — wag NE T2 lexplj2r(ff — ag Ny Te)mTs] +w(m),  (7)

where the parameter b; = bjexp[j(6;)], m = 1,..., M which spread over the pulse. Note that,
for simplicity, we omit exp(—j ﬂad,lmz T2) in (7) since mzd,lmz T? is much smaller than 27 (ag Ny Ts)mTs.
Next, we demonstrate it by an example. For a typical scenario, a;; = 50 Hz/s, assume that
K = 100 coherent pulses with a constant pulse repetition interval (PRI) Tpg; = 1 ms are intercepted.
Suppose the pulse width (PW) of the intercepted coherent pulse train {, = 1 us and the sampling period
T; = 0.0025 ps, resulting in M = 400. Then, we evaluate the terms 27t(a,; N  Ts) MTs and 7wa;  M2>T2,
and find that (271(az; N Ts) MTs = 3.14 x 107°) > (7ay;M?T? = 1.5708 x 10~10). This result ends
the proof.
To simplify the Formular (7), define

AT T
zip = |z1x(1) Zl,k(M)} ,
- T
s2 [s(1) s(M)} ,
Ay & diag{y(1),...,71x(M)},
w2 [wx(1) .. wu(m)] ®

with

Yix(m) £ x explj2n(f] — ag Ny Ts)mTy],
ki 2 explj(2rf Ny Ts — mag NET?)),

where diag{ay,...,an} denotes a diagonal matrix with a1, ..., an on the main diagonal; then, (7) can
be calculated as
z1k = bjAj ks + wy . )

It should be noted that the information with respect to the emitter position is embedded in A; x
which includes the Doppler frequency shift f;; and the Doppler rate a,;, whereas the A; ; of Doppler
frequency shift only based DPD in [21] omits the Doppler rate a; ;.

Collecting the observations from all the interception intervals

A
Zy =

b=

lI>

{

{
Aké{biAllk b’LALk}T,
e

T
Wik .- wL/k} . (10)
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Finally, the received coherent pulse trains are given by
zp = Aps + wy. (11)

To conclude, the problem at hand now is to use the measurements z; given in (11) to determine
the position of the emitter p. To solve the problem of localization, the following assumptions are made:

1. The noise is temporally and spatially white and uncorrelated with the signals.
2. The coherent pulse trains have the same initial phase ¢.
3. The envelope of the baseband s(m) from pulse to pulse is the same.

All of these assumptions are justified and frequently made in the related studies on the coherent
pulse trains (see details in [27-30]).

3. Direct Position Determination Approach

Consider the observation vectors in (11). The information of the emitter’s position is embedded
in Ag. We assume the position which best explains all the received data as the estimated position of
the emitter. This is the main concept of DPD. We focus on the ML estimator because of its excellent
asymptotic properties including consistency and efficiency. Without loss of generality, we may assume
that ||b|?> = 1, since the missing factor can be included in the unknown vector s. Therefore,

AJ AL = Iy, (12)

where Iy denotes the M x M identity matrix. The ML estimator is given by minimizing the following
cost function:

K
Qmr = Y llzx — Ags|?, (13)
k=1

where s is a nuisance vector. Note that, after utilizing (12), the nuisance vector that minimizes (13) is
given by
§=(AHA)1Allz = Allz, (14)

where («) stands for the conjugate transpose of «. Substituting (14) into (13) and using (12) again gives

K
Qumr = ) llzl? = A 2% (15)
k=1

Instead of minimizing (15), we can maximize

K
Qumiz = Y_ [|Af ] (16)
k=1
According to the structure of Ay and zj in (10), Q12 can be also given by

K M
Qmiz =Y. Y 18, zeml?

k=1m=1

, (17)

where
A
Yem = Ak,m(p)b/
A (p) = diag{y1(m), you(m), ...,y r(m)},

2 2 [21m) . za(m)] (18)



Electronics 2018, 7, 262 7 of 16

Then, (17) can be written as

K

M
Qurz =Y. Y b" AL (p)RimArm(p)b, (19)
k=1m=1

where Ry, = zk,mzfm. Since ||b||> = 1, (19) will result in a criterion that depends only on p

K M
Qmr2 = )‘mHX(Z Z A;Ifm(P)Rk,mAk,m(P)), (20)
k=1m=1

where Ay (M) denotes the maximum eigenvalue of matrix M. Note that Zszl 2%21 A,Ingk,mAk,m
isa L x L matrix. It is easy to calculate its maximum eigenvalue. The estimated emitter’s position p
will be at a maximum (20). In this paper, exhaustive searching is used to estimate the position of the
emitter by calculating (20) with respect to every point in the solution space.

4. The CRLB

It is well known that the CRLB provides a low bound on the estimation accuracy. We now focus
on the CRLB for estimation of all unknown (but deterministic) parameters of the problem although we
are only interested in the CRLB for the estimation of p. To this end, we begin by defining the vector {
of all real-valued parameters, composed of the real-part and the imaginary-part of s and b, and the
“actual” parameters p, namely

Z:{Re{sT} Im{s"} Re{bT} Im{b"} pT]T,

whichis a (2M + 2L + 2) x 1 vector.

Recap: s is a deterministic vector, whereas w = [w; ... wg]|" is independent white Complex
Gaussian vector, we can observe that the concatenated vector z = [z;...zg]T is also a Complex
Gaussian vector, and z «~ N(z, A) with mean and covariance

]T

Aq
D s, AR P Tk, (21)
Ay

4

I

where I} gy is the LKM x LKM identity matrix.
The Fisher Matrix (FIM) J; for estimation of the vector { from the white Complex Gaussian noise
w, where only the mean y depends on , is given by

2 Op \ 1 (OH
J; = ;Re{(ﬁ) (@))} (22)
Taking the derivative of u with respect to {, we get the LKM X (2L 4+ 2M + 2) (Jacobian) matrix

A1 jAr Bi jBi Gi(p)
H(g):i: P Lo . (23)

Ax jAx Bk jBx Gk(p)
where By = diag{A1y,...,Apx} - (IL ®s) isa LM x L matrix, a1 ® &, denotes the Kronecker product

of 1 and «y, and Gi(p) is the derivative of u with respect to p.
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Define

K K K
c2Y A'B,D2)Y AfG,E2 )Y BfG,. (24)
k=1 k=1 k=1

Substituting (23) into (22), consequently (exploiting (12) and (24)), we have

KbIy 0 Re{C} —Im{C} Re{D}
» Iy KbIp Im{C} Re{C} Im{D}

J; = = |Re{CH} —Im{CH} Kp.I, 0r Re{E} |, (25)
“Am{cH}  Re{c 0L Kpsly Im{E}

Re{D"} —Im{D"} Re{EM} —Im{EH} Y& K GHG

where b = ElL:l |b;|2, ps = sfs, and

_ | 0Ags  0Axs
Ge= [ %3]

In one embodiment, J; can be calculated by (25). The CRLB for the estimation of p is obtained by
the lower-right 2 x 2 block of the inverse of J;. This concludes the derivation.

5. Numerical Simulations

To show the effectiveness of the proposed method, we conduct the Monte Carlo simulations in
this section. Note that the Doppler frequency shift variation can be produced even though there is
no acceleration of the receiver. Its value depends on the length of the observation window and the
related motion between the emitter and the receiver (see the model derived in (2) and (5)). With a large
observation window, we illustrate the areas in which Doppler frequency shift variation is noticeable
with different related motion in Examplel below. Meanwhile, considering the information of the
emitter position is embedded in the Doppler frequency shift in DPD, Example 1 also reveals how
the Doppler frequency shift variation affects the localization accuracy of the Doppler Frequency shift
only based DPD, which is henceforth denoted by D-DPD. Note that [25] has proposed a multiple
pulse coherent accumulation based DPD using TDOA and FDOA with multiple moving sensors.
As analyzed in it, coherent accumulation is mainly used to exploit the phase terms f;t; during each
interception interval, which is also involved in x; ; in this paper. However, the TDOA between different
sensors is nonexistent in the case of single moving sensor as considered in this paper. Thus, we carry
out the D-DPD by following the approach in [25] but omitting the TDOA and enlarging the observation
window in it.

Subsequently, in Example 2, we examine the performance of the proposed DPD approach, which is
henceforth denoted by DDR-DPD, and compare it with D-DPD, and CRLB.

Note that the localization root mean square error (RMSE) and bias are adopted as the criteria of
localization accuracy, which are defined by

1 Nuton .
RMSE = \| ~— Y [Ip(i) = p|1%

Mon ;=1
1 NMon

Y. pli)—p

NMon i=1

Bias = H , (26)

where Ny, is the number of Monte Carlo trials and p(i) is the estimated position at the i-th trial.
To obtain statistical results, Ny, is set to be 250.
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5.1. Example 1

Assume that a stationary emitter locates at coordinate p = [0,0] km. The Doppler frequency shift
will be produced if the signals are intercepted by a moving sensor. Define the Doppler frequency shift
variation as

fo= Mt A % 100%, (27)
|fal
where g, is the Doppler rate, t 5 is the length of the observation window, and f; is the initial Doppler
frequency shift of the observation window.
To evaluate the areas where f, is noticeable, we assume that the receiver is moving in a space where
x € [-5,5] kmand y € [-5,5] km, and calculate f, for each position of the receiver. Three motion types
of the receiver are given in this simulation. Type 1 and type 2 are both RLCS but with different velocities
which are [150,0] m/s and [300, 0] m/s, respectively. Type 3 is the uniform acceleration motion with
the velocity and the acceleration being [150,0] m/s and [5,0] m/s?, respectively. Set t, = 100 ms
(e.g., 200 coherent pulses of constant pulse repetition interval Tpr; = 0.5 ms are intercepted), the filled
contour plots of the Doppler frequency shift variations are given in Figures 3-5.

y(km)

x(km)

Figure 3. The filled contour plot of the Doppler frequency shift variation with motion type 1.

y(km)

x(km)

Figure 4. The filled contour plot of the Doppler frequency shift variance with motion type 2.
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y(km)

x(km)

Figure 5. The filled contour plot of the Doppler frequency shift variance with motion type 3.

We observe that the areas where the Doppler frequency shift variation is noticeable (f, > 0.5%)
is big enough so that it can not to be ignored especially when the receiver has a fast speed or
an acceleration.

Next, we focus on how the Doppler frequency shift variation affects the localization accuracy
of D-DPD. The layout of the system used during this simulation consists of a stationary emitter and
a moving receiver which equips only a single receiving antenna. Concretely, the emitter locates at
coordinate p = [0,0] km as described before, and transmits coherent pulse trains. The baseband
transmitted signals of each pulse are unknown sinusoidal waves. The constant PRI is Tpr; = 1 ms,
the pulse width (PW) is t, = 1 us, the number of the intercepted pulses at each train is K, and the initial
phase ¢ of the coherent pulse trains is selected at random from a uniform distribution over [0, 27| for
each Monte Carlo trial. The nominal frequency f. = 1 GHz, and the signal received by the antenna is
down converted to intermediate frequency f; = f. — frr = 100 MHz. For simplicity, the sensor moves
straightly from [—1,5] km to [0.5,5] km. There are L = 5 interception intervals which start when the
receiver is at coordinate [—1,5] km, [—0.7,5] km, [—0.4,5] km, [-0.1,5] km, [0.2, 5] km, respectively.
Three combinations of the initial velocity ¥; and the constant acceleration a are displayed in Table 1.

Table 1. The set of 71 and a.

SetIld  71(m/s) a(m/s?)
1 [100,0]T  [0,0]T
2 [300,0]T  [0,07
3 [287.5,0]T  [5,0]T

For Set Id = 1, 2, the receiver motion is supposed to be RLCS, and for Set Id = 3, the receiver has
a constant acceleration during all the interception intervals. Moreover, the channel attenuation b; is
selected at random using normal distribution (mean = 1, std = 0.1), and the noise is complex white
Gaussian whose amplitude is determined by the given SNR. Note that the location determination is
based on all the LK intercepted pulses with the sample frequency f; = 400 MHz.

At first, set the number of pulses K in each interception interval to be 200, resulting in t5 = 0.2 s.
For the above scene with Set Id = 2, the noise-free spectrums of D-DPD and DDR-DPD are calculated
by (20). In order to display the peak of the spectrum clearly, the filled 2D contour plots of the spectrums
are given in Figure 6. As expected, the D-DPD has a positioning bias which is greater than 10 m,
but the estimated position of the emitter in DDR-DPD coincides with its true position.
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y(m)
y(m)

Figure 6. The filled 2D contour plot of the noise-free spectrum. (a) the filled contour plot of D-DPD’s
spectrum; (b) the filled contour plot of DDR-DPD’s spectrum.

Afterwards, the bias and the RMSE are both calculated to analyze how the length of the
observation window affects the localization accuracy. We fix the SNR = 5 dB, and vary the number of
pulses K in each interception interval from 20 to 160 to change the length of the observation window,
which is given by tA = KTpg;. Then, we illustrate the biases in Figure 7 and the localization RMSE in
Figure 8. The results are both calculated with three motion types given in Table 1. The bias and the
localization RMSE of DDR-DPD are also plotted to be compared with D-DPD.

From Figures 7 and 8, we observe that the biases of D-DPD increase with the increase of the
pulse number K of each interception interval, whereas the biases of DDR-DPD remain at small values.
For Set Id = 2, 3, the performance of DDR-DPD improves as the observation window enlarges since
more effective information is involved. On the other hand, the performance of D-DPD declines as K
increases. For Set Id = 1, the two approaches yield similar localization performance when K < 100.
This is because the Doppler frequency shift variation is still small. In this case, the performance of
D-DPD and DDR-DPD are both improved as the observation window enlarges since more pulses
with respect to the emitter position are intercepted. However, the accuracy of D-DPD still declines
when K > 140, in contrast the performance of DDR-DPD improves. Note that there is a threshold
of the observation window length Tj;,. When t5 > Ty, the localization accuracy of D-DPD will be
significantly worse than DDR-DPD. For Set Id = 1, 2, 3, the T}, = 100 ms, 40 ms, 20 ms, respectively.

10°

—O— DDR-DPD (SetId = 1)
—¥— D-DPD (Setld= 1)
—&O— DDR-DPD (Set Id =2)
—+— D-DPD (SetId =2)
—E&— DDR-DPD (Set Id = 3)

|| —¢— D-DPD (Set Id = 3)

Bias(m)

i i i
20 40 60 80 100 120 140 160
K

Figure 7. Bias vs. pulse number in each coherent pulse train.
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RMSE(m)

—©— DDR-DPD (Set1d = 1)
—%— D-DPD (SetId = 1)
—&— DDR-DPD (Set Id = 2)
—+— D-DPD (Set Id = 2)
—E— DDR-DPD (Set Id = 3)
—— D-DPD (Set Id = 3)

lo’l 1 1 1 1 1 1
20 40 60 80 100 120 140 160

K

Figure 8. RMSE vs. pulse number in each coherent pulse train.

All the above results demonstrate that the performance of D-DPD and DDR-DPD will both
improve as the observation window enlarges if the Doppler frequency shift variation is little.
However, the Doppler frequency shift variation can not be ignored when large observation window
and relative maneuvering course between emitter and receiver both exist. Large localization error will
be produced if we omit the noticeable Doppler frequency shift variation.

5.2. Example 2

In this subsection, we take Set Id = 2 for example and examine the performance of the proposed
approach. First, set the pulse number K of each coherent pulse train to be 100, and vary the SNR
from —20 dB to 5 dB. The other parameters are the same with Examplel. Calculate the RMSE of
DDR-DPD and D-DPD, and the results are shown in Figure 9a. In addition, the CRLB of localization
using DDR-DPD derived in Section 4 is also plotted which is denoted as CRLB in Figure 9a.
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Figure 9. The performance of the proposed method with Set Id = 2. (a) the RMSE vs. SNR; (b) the

RMSE vs. M.

We observe that the performance of DDR-DPD and D-DPD both improve as the SNR varied from
—20 dB to 5 dB. However, the RMSE of DDR-DPD converges to the CRLB when SNR > —5 dB, and the
RMSE of D-DPD approximately tends to be 5 m, which is exactly the bias of D-DPD as illustrated in
Figure 7. The underlying reason could be that the Doppler frequency variation is noticeable with the
large observation window (¢ = 100 ms), which is omitted by D-DPD. As illustrated in Example 1, it will
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result in a bias that can not be eliminated by improving the SNR. On the other hand, the performance
of DDR-DPD remains superior for all SNR ([—20,5] dB) in this simulation. This is mainly caused
by two reasons. At first, the bias which results from the noticeable Doppler frequency shift can be
compensated in DDR-DPD but is involved in the RMSE of D-DPD. Secondly, the information with
respect to the emitter position that is embedded in the Doppler rate is involved in DDR-DPD but is
omitted in D-DPD.

Next, how the number of snapshots for each pulse affects the localization RMSE of the emitter is
examined. We set the SNR = 5 dB, and the number of snapshots M for each pulse varies from 200
to 1200. Figure 9b shows the localization RMSE vs. M. The localization CRLB of DDR-DPD is also
plotted. We observe that the localization accuracy of DDR-DPD improves as M increases. However,
the performance of D-DPD is almost independent of the variation in M. Moreover, the localization
accuracy of DDR-DPD can reach the CRLB with moderate snapshots.

Note that, in this example, t A = 100 ms > Ty, = 40 ms. As expected in Example 1, the performance
of DDR-DPD is superior to the performance of D-DPD. In addition, we observe that the superiority of
the DDR-DPD will be more significant with the increase of the SNR and the number of snapshot M.
Since RLCS model fits many kinds of real motions, it is justified to say that the proposed approach will
have better applicability to the practical cases.

6. Discussion

We will discuss whether DDR-DPD has a good performance in practice from three aspects i.e., the
necessity, the computation complexity and the possible implementation issues of the proposed method.

Firstly, as elaborated in the above sections, the proposed method shows superior performance in
terms of localization accuracy compared with D-DPD when there is a noticeable Doppler frequency
variation. In addition, the value of the Doppler frequency shift variation substantially depends on
two factors i.e., the length of the observation window and the Doppler rate. To improve localization
accuracy in DPD, multiple pulses accumulation can be used, which will unavoidably result in a large
observation window (see Figure 8). Meanwhile, we have known that the Doppler rate can be produced
even if the receiver is in RLCS from (2). In addition, the carrier frequency of the signals, its value
depends on the position, the speed and the acceleration of the receiver and the emitter. Since the emitter
is uncontrollable in a passive localization system, we can only decide the speed or the acceleration
of the moving receiver. In a typical military or civilian scenario, the receiver can be equipped in an
airplane or a satellite, etc. Generally speaking, the speed of the civil aircraft is between 150 m/s and
250 m/s, and the supersonic aircraft 340 m/s. The areas of the noticeable Doppler frequency shift
variation with a speed similar to an aircraft have been illustrated in Figures 3 and 4. It is justified
to say that, with an unavoidably large observation window, the Doppler frequency shift variation is
noticeable even the receiver is equipped in an aircraft, let alone a satellite that has much faster speed
or even a conspicuous acceleration.

Secondly, the computation complexity of the proposed method is considered. The number of
multiplications N,,;,; required by the algorithm is imposed as an indicator of computation complexity.
We compare DDR-DPD and D-DPD where exhaustive search are both used to estimate the emitter
position. For the sake of simplicity, the small values e.g., the multiplications required by Eigenvalue
Decomposition of a L x L matrix are ignored since it is independent from the number of the pulses
and the snapshots. Then, N,y = NgMK[2L? + (6D + 30)L] for DDR-DPD and N,,,; = NgMK[2L? +
(2D +15)L] for D-DPD, where N, stands for the number of the grid used in the exhaustive search
and D denotes the dimension of the considered scene. Generally speaking, D = 2 or 3, which is a
small value, and the value of L depends on the received signals which tends to be much larger than
D. In this sense, we fortunately observe that DDR-DPD does not introduce much more calculation
than D-DPD as the computational complexities of them mainly both depend on the high order term
ZNgMKL3. However, the computational complexity may still be too high especially when there are
multiple emitters because of the inherent flaw of ML but not the method itself. To relax the restrictions
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of the proposed method on practice, Alternating Projection [15] can be utilized. Since the derivation is
straightforward and not the main contribution of this paper, we will not present in-depth analysis of
this problem.

Thirdly, we summarize two possible issues in terms of hardware based implementation of the
proposed method i.e., the computation burden and the memory space. At first, the computation may
be complex as discussed in the above paragraph. In addition, the DPD type approaches process the
raw signals instead of the intermediate parameters as processed in the two-step method, which also
increases the computational complexity. However, high-performance hardware equipment combined
with a fast algorithm as also introduced in the above paragraph can deal with this problem very
well. On the other hand, we also expect high demand for the memory space of the hardware as the
proposed method needs to accumulate multiple interception intervals to estimate the emitter position.
Nevertheless, large capacity FPGA are available easily now that can solve the problem straightway.
In all of these three aspects, the proposed method may show a good performance in practice.

Moreover, inspired by [24], the large interception window with multiple pulses can be partitioned
into multiple short time segments. In this case, we may further hypothesize that each short time
segment has a single pulse and each pulse has its individual Doppler frequency shift. This is also
an interesting approach to substantially compensate the noticeable Doppler frequency shift variation
which may exhibit similar performance compared with the proposed approach. However, this approach
introduces K unknown parameters in addition which will result in a complicated signal model and
great computational complexity. We do not further provide a detailed study of this approach because
it is beyond the scope of this paper. It may be an interesting topic for future investigations.

It also should be noted that DDR-DPD also maintains a superior performance for other general
signals with a large observation window, although only the DDR-DPD of coherent pulse trains is
considered in this paper. This is because the proposed model is more adapted to real situations when
both a large observation window and relative acceleration between the emitter and the receiver exist.

7. Conclusions

Now, we conclude this paper. Maximum-likelihood direct location estimation for coherent pulse
trains, using observations of a single moving sensor with only one passive antenna, is investigated in
this paper. The proposed approach uses the Doppler rate as an additional parameter compared with
the previous Doppler effect based DPD. Through the simulation and analysis, the following results
are reported:

1. A large observation window can improve the accuracy of DPD by coherent or non-coherent
accumulation, but also results in the noticeable Doppler frequency shift variation that cannot be
omitted in most practical cases.

2. When the Doppler frequency shift variation is noticeable, the localization accuracy of the proposed
method is superior to the ones only utilizing the Doppler frequency shift.

3. The proposed ML estimator can converge to the CRLB at a moderate SNR with moderate
snapshots.

Author Contributions: G.W., M.Z. and F.G.; Data curation, G.W.; Formal analysis, G.W.; Funding Acquisition,
M.Z.; Investigation, G.W. and M.Z.; Methodology, G.W. and X.X.; Project Administration, G.W. and X.X.; Resources,
G.W. and X.X,; Visualization, G.W. and F.G.; Writing—Original Draft, G.W.; Writing—Review and Editing, G.W.

Funding: This research was funded by the National Defence Science and Technology Project Fund of China Grant
No. 3101140, the Shanghai Aerospace Science and Technology Innovation Fund of China Grant No. SAST2015028,
and the Equipment Prophecy Fund of China Grant No. 9140A21040115KG01001.

Conflicts of Interest: The authors declare no conflict of interest.



Electronics 2018, 7, 262 15 of 16

References

1. Ulman, R.; Geraniotis, E. Wideband TDOA /FDOA processing using summation of short-time CAF’s.
IEEE Trans. Signal Process. 1999, 47, 3193-3200, [CrossRef]

2. Ho, K.C; Chan, Y.T. Geolocation of a known altitude object from TDOA and FDOA measurements.
IEEE Trans. Aerosp. Electron. Syst. 1997, 33, 770-783. [CrossRef]

3. Bello, P. Joint estimation of delay, Doppler, and Doppler rate. IRE Trans. Inf. Theory 1960, 6, 330-341.
[CrossRef]

4. Mazzenga, F.; Corazza, G.E. Blind least-squares estimation of carrier phase, Doppler shift, and Doppler rate
for m-PSK burst transmission. IEEE Commun. Lett. 1998, 2, 73-75. [CrossRef]

5. Abatzoglou, T. “Fast maximum likelihood joint estimation of frequency and frequency rate”. In Proceedings
of the IEEE International Conference on Acoustics, Speech, and Signal Processing, Tokyo, Japan, 7-11 April
1986; Volume 11, pp. 1409-1412. [CrossRef]

6. Zhang, S.; Xing, M. A Novel Doppler Chirp Rate and Baseline Estimation Approach in the Time Domain
Based on Weighted Local Maximum-Likelihood for an MC-HRWS SAR System. IEEE Geosci. Remote
Sens. Lett. 2017, 14, 299-303. [CrossRef]

7. Zhang, W.Q. Fast Doppler rate estimation based on fourth-order moment spectrum. Electron. Lett. 2015,
51, 1926-1928. [CrossRef]

8.  Chan, Y.T,; Jardine, EL. Target localization and tracking from Doppler-shift measurements. IEEE ]. Ocean. Eng.
1990, 15, 251-257. [CrossRef]

9. Chan, Y.T.; Towers, ].]. Passive localization from Doppler-shifted frequency measurements. IEEE Trans.
Signal Process. 1992, 40, 2594-2598. [CrossRef]

10. Hu, D.; Huang, Z.; Chen, X.; Lu, J]. A Moving Source Localization Method Using TDOA, FDOA and Doppler
Rate Measurements. IEICE Trans. Commun. 2016, 99, 758-766. [CrossRef]

11.  Amar, A.; Weiss, A.]. Advances in direct position determination. In Proceedings of the 2004 Sensor Array
and Multichannel Signal Processing Workshop Proceedings, Barcelona, Spain, 18-21 July 2004; pp. 584-588.
[CrossRef]

12.  Weiss, A.J. Direct position determination of narrowband radio frequency transmitters. IEEE Signal
Process. Lett. 2004, 11, 513-516. [CrossRef]

13.  Alit Mendelson Reuven, A.J.W. Direct position determination of cyclostationary signals. Signal Process. 2009,
89, 2448-2464. [CrossRef]

14. Bar-Shalom, O.; Weiss, A.J. Efficient direct position determination of orthogonal frequency division
multiplexing signals. IET Radar Sonar Navig. 2009, 3, 101-111. [CrossRef]

15.  Oispuu, M.; Nickel, U. Direct detection and position determination of multiple sources with intermittent
emission. Signal Process. 2010, 90, 3056-3064. [CrossRef]

16. Bialer, O.; Raphaeli, D.; Weiss, A.J. Maximum-Likelihood Direct Position Estimation in Dense Multipath.
IEEE Trans. Veh. Technol. 2013, 62, 2069-2079. [CrossRef]

17. Tzafri, L; Weiss, A.J. High-Resolution Direct Position Determination Using MVDR. IEEE Trans.
Wirel. Commun. 2016, 15, 6449-6461. [CrossRef]

18. Tirer, T.; Weiss, A.]. High Resolution Direct Position Determination of Radio Frequency Sources. IEEE Signal
Process. Lett. 2016, 23, 192-196. [CrossRef]

19.  Weiss, A.].; Amar, A. Direct position determination of multiple radio signals. EURASIP . Adv. Signal Process.
2005, 2005, 37-49. [CrossRef]

20. Demissie, B.; Oispuu, M.; Ruthotto, E. Localization of multiple sources with a moving array using subspace
data fusion. In Proceedings of the 2008 11th International Conference on Information Fusion, Cologne,
Germany, 30 June-3 July 2008; pp. 1-7.

21. Amar, A.; Weiss, A.]. Localization of Narrowband Radio Emitters Based on Doppler Frequency Shifts.
IEEE Trans. Signal Process. 2008, 56, 5500-5508. [CrossRef]

22. Tirer, T.; Weiss, A.J. High resolution localization of narrowband radio emitters based on doppler frequency
shifts. Signal Process. 2017, 141, 288-298. [CrossRef]

23.  Weiss, A.]. Direct Geolocation of Wideband Emitters Based on Delay and Doppler. IEEE Trans. Signal Process.

2011, 59, 2513-2521. [CrossRef]


http://dx.doi.org/10.1109/78.806065
http://dx.doi.org/10.1109/7.599239
http://dx.doi.org/10.1109/TIT.1960.1057562
http://dx.doi.org/10.1109/4234.662631
http://dx.doi.org/10.1109/ICASSP.1986.1168717
http://dx.doi.org/10.1109/LGRS.2016.2633359
http://dx.doi.org/10.1049/el.2015.2182
http://dx.doi.org/10.1109/48.107154
http://dx.doi.org/10.1109/78.157301
http://dx.doi.org/10.1587/transcom.2015EBP3355
http://dx.doi.org/10.1109/SAM.2004.1503016
http://dx.doi.org/10.1109/LSP.2004.826501
http://dx.doi.org/10.1016/j.sigpro.2009.04.009
http://dx.doi.org/10.1049/iet-rsn:20080097
http://dx.doi.org/10.1016/j.sigpro.2010.05.010
http://dx.doi.org/10.1109/TVT.2012.2236895
http://dx.doi.org/10.1109/TWC.2016.2585116
http://dx.doi.org/10.1109/LSP.2015.2503921
http://dx.doi.org/10.1155/ASP.2005.37
http://dx.doi.org/10.1109/TSP.2008.929655
http://dx.doi.org/10.1016/j.sigpro.2017.06.019
http://dx.doi.org/10.1109/TSP.2011.2128311

Electronics 2018, 7, 262 16 of 16

24.

25.

26.

27.

28.

29.

30.

Li, J.; Yang, L.; Guo, F; Jiang, W. Coherent summation of multiple short-time signals for direct positioning of
a wideband source based on delay and Doppler. Digital Signal Process. 2016, 48, 58-70. [CrossRef]

Zhou, L.; Zhu, W.; Luo, J.; Kong, H. Direct positioning maximum likelihood estimator using TDOA and
FDOA for coherent short-pulse radar. IET Radar Sonar Navig. 2017, 11, 1505-1511. [CrossRef]

Becker, K. New algorithm for frequency estimation from short coherent pulses of a sinusoidal signal.
IEE Proc. F Radar Signal Process. 1990, 137, 283-288. [CrossRef]

Rummler, W.D. Clutter Suppression by Complex Weighting of Coherent Pulse Trains. IEEE Trans. Aerosp.
Electron. Syst. 1966, AES-2, 689-699. [CrossRef]

Rihaczek, A.W.; Golden, RM. Clutter Performance of Coherent Pulse Trains for Targets with Range
Acceleration. IEEE Trans. Aerosp. Electron. Syst. 1971, AES-7,1093-1099. [CrossRef]

Mitchell, R.L. Resolution in Doppler and Acceleration with Coherent Pulse Trains. IEEE Trans. Aerosp.
Electron. Syst. 1971, AES-7, 630-636. [CrossRef]

Levanon, N. CW alternatives to the coherent pulse train-signals and processors. IEEE Trans. Aerosp.
Electron. Syst. 1993, 29, 250-254. [CrossRef]

@ (© 2018 by the authors. Licensee MDPI, Basel, Switzerland. This article is an open access
@ article distributed under the terms and conditions of the Creative Commons Attribution

(CC BY) license (http:/ /creativecommons.org/licenses/by/4.0/).


http://dx.doi.org/10.1016/j.dsp.2015.09.008
http://dx.doi.org/10.1049/iet-rsn.2016.0437
http://dx.doi.org/10.1049/ip-f-2.1990.0042
http://dx.doi.org/10.1109/TAES.1966.4501963
http://dx.doi.org/10.1109/TAES.1971.310210
http://dx.doi.org/10.1109/TAES.1971.310405
http://dx.doi.org/10.1109/7.249132
http://creativecommons.org/
http://creativecommons.org/licenses/by/4.0/.

	Introduction
	Problem Formulation
	Direct Position Determination Approach
	The CRLB
	Numerical Simulations
	Example 1
	Example 2

	Discussion
	Conclusions
	References

