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Abstract: The withdrawal of cultivated land policy is not only an important task to promote cultivated
land rest and alleviate the contradiction between supply and demand of water resources in arid
areas, but also an important way to realize the sustainable development of agriculture and social
economy. This study adopted the minimum per capita area method, ESPR (Exposure-Sensitivity-
Pressure-Response) vulnerability assessment model, grey prediction model, and GIS spatial analysis.
Furthermore, based on the characteristics of water resource constraints in the arid zone, Manas
County was used as the study area. By exploring and analyzing the area of land retreat, through
identifying its occurrence and position, the spatial zoning layout of land retreat can be realized
to guarantee the effective implementation of water retreat and reduction. The following points
were noted from the results: (1) the upper and lower limits of the area of receding land in Manas
County were measured using the minimum per capita area method and the principle of balancing
water supply and demand. The receding land in Manas County measured 16,493.68-20,749.90 hm?,
which accounted for 24.31-30.58% of the total area of cultivated land. (2) The results obtained from
constructing the ESPR vulnerability assessment model, used to assess the vulnerability of cultivated
land in Manas County, showed that the overall vulnerability of cultivated land in Manas County
was high, with 94.74% of the county’s cultivated land being moderately vulnerable or worse, which
necessitates the optimization of land use. (3) The area of cultivated land withdrawal under the
water resource constraint was used as a constraint for the withdrawal of cultivated land. Based on
the evaluation of the vulnerability of cultivated land, with the results arranged from small to large,
it was concluded that the area of cultivated land withdrawal in Manas County could reach up to
16,787.34 hm?. There are four types of cultivated land withdrawals: desertified withdrawal, saline
withdrawal, groundwater overexploitation withdrawal, and soil contamination withdrawal. The
results of this study can provide a reference for Manas County to scientifically formulate a reasonable
and orderly withdrawal system of farmland to reduce water use.

Keywords: arid zones; retreats for water reduction; spatial allocation of retreats; ESPR model

1. Introduction

The oasis is a unique and typical geographical feature of the arid zone. It provides
opportunity for the survival of individuals and is an important center of economic activity
in the arid zone. Consequently, its rise and fall are directly related to the evolution and
development of the entire arid zone [1,2]. Water resources are essential for the development
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of oases under arid climatic conditions and, thus, they determine the survival of oases [3].
In the past 50 years, the area of oases in Xinjiang has shown continuous expansion over
a long period of time [4], from 36,900 km? to 147,600 km?, with an annual expansion rate
of 114.33 km?/a [5,6]. In addition, the low water costs make the public less aware of
water conservation.This led to the exploitation of water resources by more than 70%, and
overexploitation in general [5]. Meanwhile, the imbalance in the configuration of water
and soil in oases has made the disparity between water supply and demand increasingly
more intense. This has had a direct impact on the livelihood of the population, economic
development, and ecological security [2,7].

To guarantee the sustainable development of water resources, the No. 1 document
(refers to the first programmatic document issued by the Central Committee of the Com-
munist Party of China in 2011 on specific arrangements for accelerating water reform and
development) of 2011 clearly stipulated that the most stringent water management system
should be implemented, which is the “three systems” of total water use control, water use
efficiency control, and limited pollution absorption in water function zones. Moreover, the
“Three red lines” of total water use, water use efficiency, and water environment pollution
control should be delineated [8]. With a per capita water supply of 4507 m3, Xinjiang
is the only province in China where water consumption exceeds the red line indicator
for total water use control [9]. In Xinjiang, agriculture accounts for the highest propor-
tion of water consumption, thereby crowding out ecological and other water uses, and
increasing the risk of further deterioration of the ecological environment. To implement
the water resources management system and reduce the proportion of agricultural land,
the autonomous region carried out comprehensive work on efficient water conservation in
agriculture. As a result, in 2016, the entire province of Xinjiang added 3.71 million hectares
of highly efficient water-saving areas, with water-saving irrigation areas accounting for
55% of the total irrigation area [10]. Nevertheless, the amount of water saved currently
does not meet the requirements of water reduction, thus, retreating cultivated land area has
become an alternative way out of reducing agricultural water use. Therefore, it is of great
practical significance to explore the balance of water resources and agricultural land in arid
zone oases to solve the disparity between water supply and demand in the oases, maintain
the ecological environment’s regional water, and promote the sustainable development of
the national economy and ecological civilization [1].

Studies on the ecological withdrawal of cultivated land locally and abroad have
focused mainly on issues such as spatial and temporal differentiation or the landscape
pattern evolution of the ecological withdrawal of cultivated land [11,12]. There have also
been driving force studies [13,14], as well as studies evaluating how the issue impacts
food security [15,16] and the facilitation of ecological compensation to farmers [17,18].
However, there are few studies on the withdrawal of cultivated land to reduce water
resources utilization, which makes decision makers have no reference for which cultivated
land should be withdrawn and how much cultivated land can be withdrawn. Therefore,
the following study is undertaken to compensate for the withdrawal of cultivated land
and to reduce water resources so as to provide a reference case for policymakers. Drawing
on useful ideas such as spatial and temporal configuration and layout optimization of
the ecological withdrawal of cultivated land, this study uses Manas County of the Manas
Oasis in Xinjiang as the study area. Based on the Vulnerability Scoping Diagram (VSD)
and Pressure-State-Response (PSR) models, we attempted to construct a new model for
evaluating the vulnerability of the cropland-ESPR model, and then diagnose and identify
the spatial distribution of cultivated land withdrawal. This study provides technical ideas
and case references for the effective implementation of cultivated land withdrawal and
water restoration projects.
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2. Materials and Methods
2.1. Overview of the Study Area

Manas County is located in the hinterland of Xinjiang at a juncture between the
northern foot of the Yilin-Habir Ga Mountains in the middle of the Tianshan Mountains
(See Figure 1), the western end of the Changji Hui Autonomous Prefecture, and the southern
edge of the Gurbantunggut Desert (43°28'29" N-45°38'52" N, 85°41'16"" E-86°43'10" E).
The climate belongs to the middle temperate continental arid and semi-arid climate, annual
precipitation is 167 mm, annual average evaporation is 1195 mm, and evaporation is
11 times the precipitation. The surface water supply in Manas County mainly comes from
Manas River, Taxi River and Qingshui River. The surface water supply is 2.192 billion cubic
meters, accounting for 77% of the total water supply. The annual recharge of groundwater
in the county is 405 million cubic meters. The recoverable reserves of groundwater are
230 million cubic meters, and the total amount of exploitation has reached 145 million cubic
meters [6,7]. The county has a total area of 11,000 km?, 13 towns and villages under its
jurisdiction, and a population of 239,100 individuals as of 2019.
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Figure 1. Spatial distribution of Manas County.

The topography of Manas County is high in the south and low in the north, and
the landforms from south to north are mountainous areas, impact plains, and deserts,
respectively. The rich vegetation and precipitation resources in the mountainous areas are
the bases for the development of animal husbandry in the area. Furthermore, the main
crop production areas are mostly in the impact plains in front of the mountains, where the
soil is fertile and flat, accounting for 17.23% of the county’s total land area. Owing to the
natural and geographical environment of Manas County, watered land accounts for more
than 99% of the total cultivated land [19], which shows that local agricultural production in
this area relies heavily on water resources.

2.2. Data Sources

The data on cultivated land use in Manas County (including land-use maps; soil
organic matter; soil salinity; irrigation and drainage; the areas under the use of chemical
fertilizers, pesticides, and mulch; and land transfer areas) were obtained from the Manas
County Agricultural and Rural Bureau. Socioeconomic data including population, grain
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yield, replanting index (average number of crops planted on the same plot in one year),
per capita income of farm households were obtained from the Manas County Statistical
Yearbook and the Changji Prefecture Statistical Yearbook; meanwhile, soil erosion classifica-
tion maps, annual average flow data of river course, and the soil erosion classification map
and groundwater burial depth vector data were obtained from the Manas County Water
Resources Bureau and the Ma Management Office. The distance data from rural settlements
and roads were obtained with the help of the buffer zone analysis tool in ArcGIS 10.3, and
the fragmentation of cultivated land was calculated using the landscape separateness index.
The total amount of water resources limitation is based on the ‘total water consumption
control index’ issued by Manas County, and the data of industrial water, urban public
water, domestic water, and non-planting water are calculated according to the water scale
and corresponding standards in the statistical yearbook.

2.3. Research Methods

The spatial allocation of cultivated land withdrawal mainly includes two aspects:
(1) Calculations of the area of cultivated land withdrawal. As an important prerequisite for
the implementation of land withdrawal and water reduction, food security must ensure
that the area of cultivated land is necessary for regional food demand, and that the excess
part is the area of cultivated land withdrawal. From the perspective of ecological security,
adhering to the principle of water-fixed land, under the constraint of the total amount
of water resources, the suitable area of cultivated land was calculated, and the area of
cultivated land beyond that estimate was the area of cultivated land that may be withdrawn.
(2) The identification of exited cultivated land. As a result of the harsh natural conditions
and unsustainable levels of human activity in arid areas, the soil quality, fertility, and
farming conditions of cultivated land in some areas have been degraded. By diagnosing
the vulnerability of cultivated land, the “foothold” of exited cultivated land is identified.
Thereafter, according to the main influencing factors of exited cultivated land, the exited
cultivated land is divided to implement the return of the cultivated land.

2.3.1. The Area of Fallowing under Food Security

The total area of cultivated land under food security is measured by the minimum per
capita area model. The area of retirement is equal to the current area of cultivated land
minus the cultivated land holding. The minimum cultivated land per capita model is used
to determine the cultivated land holding [15].

_P-F-a
“d-1-h

M

A is the total area of cultivated land under food security in the study area, P is the
per capita food demand in the target year, F is the population size in the target year, « is
the food self-sufficiency rate in the target year, d is the yield per unit area of food in the
target year, 1 is the food crop ratio in the target year, and h is the replanting index in the
target year.

Due to the variability of cultivated land quality among regions, the standard coefficient
of cultivated land productivity was used to correct for the total area of cultivated land
under food security, and the formula was set as follows:

_P-Fa t-T
“d-1'h r-R

Ay )

where A}, denotes the revised the total area of cultivated land under food security in the
study area; t and T denote the grain yields in the study area and the country, respectively;
and r and R denote the grain-to-crop ratio in the study area and the country, respectively.

Af = Ay — Ay 3)
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Af denotes the exited cultivated land area under food security, and Ay denotes the
area of current cultivated land in the study area.

2.3.2. The Area of Fallowing under Water Resource Constraints

(1) Water demand for cultivation

Water consumption in an area mainly comprises water for domestic use, water used
on productive land, and ecological water. Water for production includes water for agri-
culture, industry, and urban public water; notably, water for agriculture also includes
water for planting, forestry, and animal husbandry. Ecological water mainly refers to the
ecological water in rivers [20,21]. The amount of water used for cultivation is then equal
to total amount of water from the water resources minus the domestic, ecological, and
non-cultivation water, as is seen in the equation below:

Wn:W_Ws_W;_Wt (4)

where W, W, W, Wy*, and W, represent the regional water resources’ red line, water for
domestic use, water for planting and non-planting, and water for ecological use, respec-
tively. Ecological water use was measured using the Tennant method to determine the
water demand of the river [22], with the following formula:

we=Y,"Q 7 5)

Q and Z; in the equation denote the multi-year average flow and baseflow percentage
of the river, respectively. Z; taking values between 20% and 30% is considered to be the
optimum water demand in an aquatic ecosystem [23].

(2) Area of Cultivated land Retirement under Water Resources Constraints

Based on the measurement for the water consumed by cultivation, the size of cultivated
land was calculated by combining the crop cultivation structure and the irrigation quota of
crops (the sum of irrigation quotas in the whole growth period of crops) [22]. It was then
compared with the current size of cultivated land in the region. The excess represents the
size of cultivated land that would need to be retired under water resource constraints. The
formulae used are as follows:

Aw= A — A 6)

Ac= Wy /1 (7)

where Ay, and A, are the area of the cultivated land withdrawal under water resource
constraints and the area of suitable cultivated land under water resource constraints,
respectively. I represents the irrigation quota for crops.

2.3.3. Identification of Fallow Lands
(1) Cultivated land vulnerability modeling

Determining which cultivated land needs to be retired should be guided by cultivated
land use problems, combined with the region’s natural, social, economic, and environ-
mental indicators, to comprehensively diagnose the vulnerability of cultivated land and
determine the level of urgency with which the land needs to be retired. In this way, the
zoning layout of retired land can also be determined [24]. In terms of land system security
evaluation, health evaluation (Evaluation on whether the land ecosystem can maintain
normal operation), and vulnerability evaluation, the most widely used methods include
the VSD and PSR models [24]. VSD model focuses on local and ecological conditions of
land; PSR model focuses on land pressure and socio-economic factors, and as the two
complement each other, they can reflect the overall situation of cultivated land. The VSD
model consists of exposure (E), sensitivity (S), and adaptability (A) [25], whereas the PSR
model consists of pressure (P), state (S), and response (R) [26]. The elements of the two
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models influence each other. Moreover, by integrating and optimizing the two models
and eliminating commonalities, an ESPR model consisting of exposure (E), sensitivity (S),
pressure (P), and response (R) elements can be constructed (See Figure 2).

Exposure
Exposure Pressure P
Integration and
optimisation Sensitivit
Sensitivity >
Eliminate Pressure
Adaptability Response commonalities
Response
VSD model PSR model ESPR model

Figure 2. Construction of ESPR Model.

(2) Selection of evaluation factors

The selection of evaluation factors should be based on the four elements of ESPR, in
the context of the situation in Manas County, and compared with related studies [27-31].
Following the principles of scientificity, accessibility, and applicability, 22 indicators were
selected from four aspects (natural, social, economic, and environmental) to construct
an evaluation system to determine the vulnerability of the cropland ecosystem in Manas
County, using the following model:

Exposure: Natural environmental factors were selected to reflect the natural local
situation of the cultivated land. Topographic relief, soil salinity, soil organic matter content,
total nitrogen, effective phosphorus, and fast-acting potassium were selected.

Sensitivity: This reflects the natural local presence of cultivated land due to human
activities. Soil erosion intensity, cumulative variation in groundwater depth, agricultural
film usage per unit area of cultivated land, pesticide usage per unit area of cultivated land,
and fertilizer usage per unit area of cultivated land were selected.

Pressure: This reflects the intensification of the impact of human activities on cultivated
land, and results in the use of cultivated land. The field size, cultivated land per capita,
cultivated land fragmentation index, irrigation facility coverage, type of crops grown, and
re-planting index were selected.

Response: While considering factors such as the natural background conditions of
cultivated land, problems and directions of use, and characteristics of use, it is also im-
portant to consider socioeconomic factors and examine the impact of human activities on
the system of cultivated land. The population density, distance of the plot from the settle-
ment, distance from the main road, food output per unit area, and net income per farmer
were selected.

Currently, the relevant bodies involved in the ecological and environmental assessment
of the cultivated land withdrawal in China are still in the process of determining what to
do; consequently, identifying local practices and expert advice is of great use. Therefore,
the Analytic Hierarchy Process (AHP) method was applied to determine the weight of each
evaluation factor and references were made to relevant studies [12,32-34]. Furthermore,
the data were classified and normalized according to the observed data of the individual
assessment indices in Manas County (See Table 1).
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Table 1. Evaluation Index System of Cultivated Land Vulnerability.
Target Layer Criteria Layer Indicator Layer Meaning and Nature Weighting
The maximum relative elevation
. . difference per unit area is a quantitative
Topographic relief indicatopr to describe the l(zlandform. 0.0153
Positive
Serious salinization in the study area,
Soil salinity selecting this index as an important and 0.0784
characteristic index of cultivated land ’
Exposure (0.2161) vulnerability. Positive
Soil ozg)a;rtlzi?mtter The guality qf cultivated land is 0.0591
Total nitrogen charactgrlzed, which affects the growth of 0.0211
Effective vegetation and further affects the safety of
regional cultivated land ecosystem. Negative 0.0211
phosphorus
Fast—ac.ting 0.0211
potassium
The severe wind erosion in the study area
led to the loss of nutrients on the surface of
Soil erosion cultivated land and the low and unstable
intensity yield of cultivated land. This indicator was 0.0936
selected as an important and characteristic
indicator of cultivated land vulnerability.
Positive
Represents the degree of groundwater
Sensitivity (0.2666) Cu1.1u1.lati\./e overexploi'tation. Positive value indicates
. variation in decline of groundwater level, 0.0404
Fragility of . .. .
groundwater depth negative value indicates rise of
arable groundwater level. Negative
ecosystems Film usage per unit area R . .
) epresents the non-point source pollution 0.0442
O.f Fultlvated land . degree of cultivated land caused by
Pesticide usage per unit agricultural film, chemical fertilizer, and 0.0442
area of cropland pesticide. Positive
Fertilizer usage per unit
area of 0.0442
cultivated land
Field size affects the choice of returning
. . farmland. The smaller the field size, the
Ficld size greater the possibility of exiting farmland. 0.0624
Negative
The smaller the per capita arable land, the
Cultivated land area per stronger the dependence of farmers on 0.038
capita arable land, the more vulnerable the ’
livelihood of farmers. Negative
The more broken the cultivated land is, the
Pressure (0.2886) more broken the ecological environment is,
the more prominent the contradiction
Cultivated land between people and land is, and the pressure 0.0889
fragmentation index on the use of cultivated land is relatively ’
large. Therefore, it is necessary to actively
reduce human disturbance on cultivated
land by exiting cultivated land. Positive
Different types of crops, different
Type of crops grown intensity }(])Ifcultivate}?i land use 0.0287
Replanting index Characterization of cultivated land use 0.0174

intensity. Positive
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Table 1. Cont.
Target Layer Criteria Layer Indicator Layer Meaning and Nature Weighting
Cultivated land with good irrigation and
Coverage of drainage conditions should generally
Pressure (0.2886) irrigation and continue to be cultivated, play the role of 0.0532
drai faciliti farmland water conservancy facilities, and
rainage facilities . e
improve the utilization of farmland water
conservancy facilities.
Proportion of 1The larger the agricultural population,'the
agricultural arger the agricultural workforce that will be 0.0634
- withdrawn from arable land and the greater
population the resistance to withdrawal. Negative
Fragility of The transfer of land can lead to
. P complications in the distribution of
arable Cultivated land transfer subsidies to farmers who have withdrawn 0.028
ecosystems rate from farmland, increasing resistance to
withdrawing from farmland. Negative
Response (0.2287) The higher the returns received by farmers,
the more dependent they are on agricultural
Per capita net production, and the more important 0.0674
income of farmers cultivated land occupies in rural economic '
life, the greater will be the resistance to
withdrawing from it. Negative
Plstar.lce to Generally distant and inaccessible arable 0.0346
res }dentlal areas land will have higher production costs and
Dlstz%nce from will be more likely to be 0.0353
main roads withdrawn from cultivation land.
Positive

The calculation method of comprehensive evaluation model of cultivated land ecosys-
tem vulnerability is as follows [34]:

Z= i(Qj -Y;) ®)
i=1

1

Z is the vulnerability of cultivated land ecosystem, that is, the urgency of exiting
cultivated land. Q; is the weight of i index, Y; is the standardized value of i index. The
urgent degree of withdrawal of cultivated land Z value range between [0, 1], the larger
the Z value, indicating that the cultivated land is ecologically more unsafe, the stronger
the urgency of withdrawal of cultivated land is, and withdrawal of cultivated land should
be given priority; the smaller the Z value is, the smaller the ecological vulnerability of
cultivated land plots is, and the lower the urgency of exiting cultivated land is, which can
delay the exit of cultivated land.

(3) Standardization of evaluation indicators

Before conducting a comprehensive evaluation, the classification criteria for quali-
tative and quantitative evaluation indicators must be determined, and the data should
be processed without dimensions (See Table 2). Topographic relief and soil salinity were
quantified by referring to relevant studies on the evaluation of cultivated land quality
and stability; the soil organic matter content was quantified by referring to the County
Agricultural Land Classification and Grading Regulations, and the results of the grading
of cultivated land quality in Manas County [35]; the soil erosion classification was quan-
tified by referring to the Soil Erosion Classification and Grading Standards, combined
with relevant studies. Furthermore, the cumulative variation in groundwater depth was
quantified by referring to the Manas River Basin and by referring to the study on the
dynamic characteristics of groundwater level in the Manas River basin [36]; the load of
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agricultural film per unit area of cultivated land, the load of pesticides per unit area of
cultivated land, and the load of chemical fertilizers per unit area of cultivated land were
quantified by referring to a study on the ecological risk evaluation of the surface pollution
of cultivated land in Changji Prefecture [37]; the types of crops and replanting index were
quantified according to the actual situation of crop sowing in Manas County; the radiation
range of the impact of various factors on cultivated land was quantified according to the.
The distance between rural settlements and major roads was quantified according to the
actual situation of cultivated land use in Manas County. Additionally, the area of culti-
vated land and cultivated land fragmentation were quantified into five classes according
to the data distribution characteristics of the observed values, and the specific quantifi-
cation criteria are shown in Table 2. Proportion of agricultural population, land transfer
situation, and farmers’ per capita net income were taken from the statistical yearbook of
Manas County. This data was standardized to the range of [0, 1] using the extreme value
standardization method.

Table 2. Standardization of evaluation index.

Indicator Layer

Quantitative Criteria for Indicators

0 0.25 0.5 0.75
Degree of topographic relief (m) >350 150~350 75~150 25~75 0~25
Soil salinity (g/kg) >7 6~7 4~6 2~4 0~2
Soil organic matter
content (g/kg) <1 1~2 2~3 3~4 >4
Soil erosion intensity Destructive HI:;‘(?;}; d Hazardous Low Hazard Non-hazardous
Cumulative variation in
groundwater depth of burial (m) —3--1 —i- -3 35 >5
Agricultural film usage per unit
area of 295~300 290~295 285~290 285~280 280~275
cultivated land (kg/km?)
Pesticide usage per unit area of
cultivated land (kg/km?) 0.57~0.82 0.39~0.57 0.23~0.39 0.12~0.23 0.03~0.12
Fertilizer usage per unit area of
cultivated land (t/km?) 7.99~10.02 5.87~7.99 3.24~5.87 1.32~3.24 0.21~1.32
Type of crop planted Cotton-corn Wheat-rice
Cultivation index 2 1
Distance from >3.5 25-35 15-25 0.5-15 <05
residential areas (km)

Distance from main roads (km) >4 3~4 2~3 1~2 <1
Field size (hm?) <1 1~3 3~5 5~7 >7
Cultivated land

fragmentation index >4 34 23 1~2 <1
Cultivated land transfer rate(%) <5 5~10 10~15 15~20 >20
Cultivated land area per
capita(People per mu) <4 4~8 8~12 12~16 >16
Proportion of
agricultural <56 56~59 59~62 62~65 >65
population (%)
Per capita “ezﬁrﬂzgr)“e of farmers <24,000 28,000~24,000  32,000~28,000  32,000~36,000 >36,000
S Irrigation and Sound
L . Irrigation and . o
Coverage rate of No Irrigation Partial drainace drainage irrigation and
o e - and drainage irrigation and amag conditions are drainage
irrigation and drainage facilities o - conditions are s
conditions drainage generally facilities are
generally met . .
satisfactory available
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3. Results
3.1. Determination of the Area of Fallowing
3.1.1. The Area of Fallowing from a Food Security Perspective

Important indicators of the food security capacity of a country or region are the
per capita food requirements and the food self-sufficiency rate. Different values of per
capita food demand will affect the amount of cultivated land held. Considering the
National Medium- and Long-term Plan for Food Security (2008-2020) and information
from related references [38-41], China’s per capita food demand must be more than
425 kg /person. Xinjiang Province has a self-sufficiency rate of over 100%, but it is only
in its own balance [39]. Therefore, with reference to national food security policies and
relevant research results [39,42], the grain self-sufficiency rate in Manas County was set at
95%, which is basically self-sufficiency.

Based on the availability of data, the GM (1,1) grey prediction model was applied to
predict the population size, grain yield, replanting index, and grain-to-crop ratio affecting
food security in Manas County in the target year in this study, 2021. As can be seen from the
table, the average multi-year relative error of each forecast value is within 5%, the equation
fits well, and the forecast values are usable.

According to Equation (2), combined with the data in Table 1, the amount of cultivated
land in Manas County in 2021 was calculated to be 47,096.77 hm?. Based on the area of the
existing cultivated land in Manas County, it can be estimated that the area of cultivated
land that can be retired in 2021 for food security is 20,749.90 hm?, which accounts for
30.58% of the county’s cultivated land. Due to the limited data available, it was not possible
to measure the population data, grain yield, replanting index, and grain-to-crop ratio
of each township; therefore, the retired area was measured based on the proportion of
cultivated land in each township (See Figure 3). Beiwucha Town had the highest area of
cultivated land withdrawal, 4248.30 hm?, which accounted for 20.47% of the total fallow
area. This was followed by Baojiadian Town, with 3392.57 hm?, which accounted for 16.35%
of the total fallow area. The town with the least amount of cultivated land withdrawal
was Qingshuihe Town, with only 384.37 hm?. The area of cultivated land withdrawal
determined from the perspective of food security is the upper limit of returnable cultivated
land. This means that a maximum of 20,749.90 hm? can be returned, beyond which the
demand for food will not be met, thus threatening food security.
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Figure 3. The area of de-farming for water resources limitation and food security guarantee.
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3.1.2. The Area of Fallowing from a Water Limitation Perspective

By consulting the relevant statistical yearbooks of Manas County, combine the third for-
mula, the amount of water used for cultivation in each township was measured
(See Table 3). With water resource constraints, human needs are met first, followed by
securing a certain amount of ecological water before it is eventually used for agricultural
production. From the perspective of each township, due to the safeguarding of ecological
water, Qingshuihe Town, Guangdongdi Town, and Liangzhouwan Town used less of the
water that was allocated to the plantation industry, respectively. Meanwhile, Letuyi Town,
Baojiadian Town, and Beiwucha Town had more water resources planned for themselves,
thus, there was still a relatively large surplus of water for plantation production after other
water uses were met.

Table 3. Prediction index of cultivated land possession.

Forecast Indicators Predicted Values Multl-\.(ear Mean Data Source
Relative Error

Population size 226,204 4.77% 2007-2019 Statistical
. (People) Yearbook of Changji Hui
Grain yield (kg/mu) 513 4.93% Autonomous Prefecture,
Replanting index (%) 107% 4.78% Statistical Yearbook of
Grain to crop ratio (%) 28.14% 4.87% Manas County

Based on the calculated water consumption within the cultivation industry, com-
bined with the irrigation quotas of the main crops grown in each township (See Table 4),
it was calculated that the area of cultivated land under the water resource restriction
was 51,352.99 hm?. This means that the area of withdrawal of cultivated land was
16,493.68 hm?2, which accounted for 24.31% of the total cultivated area. The area of culti-
vated land that can be retired from water resources is the lower limit, which is the minimum
area that can be retired. Any further reduction in the area of retired land will threaten
ecological security.

Table 4. Water consumption of townships in Manas County.

Total Planned Water for Non-Planting Water for
Township, Town Water Use Domestic Use Water Use Cultivation
(Million m®) (Million m?) (Million m?) (Million m®)
Manasi Town 16.64 0.20 0.56 14.53
Letuyi Town 62.29 0.63 9.80 36.13
Baojiadian Town 66.88 0.70 13.65 36.80
Liangzhoudu Town 22.94 0.07 2.26 4.88
Beiwucha Town 71.35 0.18 15.47 39.97
Liuhudi Town 50.48 0.10 8.85 25.80
Lanzhouwan Town 32.49 0.13 2.53 14.10
Guangdongdi Township 23.34 0.12 2.87 4.62
Qingshuihe Ethnic 3.26 0.11 0.20 1.95
Township
Tashihe Ethnic 7.26 0.03 0.45 5.43
Township
Hangiazi Ethnic 10.46 0.20 0.66 8.25
Township

Under the dual conditions of water resource limitation and food security, the overall
extent of the withdrawal of cultivated land in Manas County ranged from 16,493.68 hm?
to 20,749.90 hm?. As shown in Figure 3, the leading towns in Manas County were mainly
Beiwucha Town, Baojiadian Town, Letuyi Town, Liuhudi Town, and Lanzhouwan Town,
while other towns and villages took up less of the task of returning farmland to water.
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3.2. Cultivated Land Vulnerability Assessment

The purpose of the cropland vulnerability assessment was to prioritize plots for the
withdrawal of cultivated land. Based on the ESPR model, to calculate the comprehensive
vulnerability score of cropland ecosystems, the equal spacing method was used to classify
the comprehensive vulnerability score of cropland in the study area into five classes: ex-
tremely vulnerable (0 < Z < 0.2), severely vulnerable (0.2 < Z < 0.4), moderately vulnerable
(0.4 < Z <0.6), generally vulnerable (0.6 < Z < 0.8), and mildly vulnerable (0.8 < Z < 1).

According to the evaluation results for 14,340 cultivated land plots in Manas County,
the situation of cultivated land use in this county is not optimistic (See Table 5). Based on
the number of plots and the area of cultivated land, the majority of cultivated land plots
were highly vulnerable, among which 424 plots were extremely vulnerable and need to be
retired urgently. Moreover, 7716 plots were moderately vulnerable, which accounted for
87.62% of the area, and only 37 plots were mildly vulnerable. By comparing the observed
data on cultivated land use conditions, it was found that 74.12% of the extremely vulnerable,
severely vulnerable, and moderately vulnerable cultivated land was prone to soil erosion,
and 75% of the cultivated land had a medium to high salinity rating. It can be seen that
fragile resource and environment background and poor cultivated land use conditions lay
the foundation of cultivated land ecosystem vulnerability in Manas County.

Table 5. Statistics of cultivated land vulnerability.

Vulnerability of Number of Number of Cultivated Land Cultivated Land
Cultivated Land Plots (pcs) Plots as a Area (hm?) Areaasa
P Percentage (%) Percentage (%)
Extremely 424 2.96 2175.57 3.21
vulnerable
Severely 6024 42.34 2651.38 3.91
vulnerable
Moderately 7716 53.81 59,450.05 87.62
vulnerable
Generally 91 0.63 2501.98 3.69
vulnerable
Mildly 37 0.26 1067.70 1.57
vulnerable
Total 14,340 - 67,846.67 -

Based on the spatial distribution (See Figure 4), these extremely fragile cultivated lands
are mainly located in the northern part of Liuhudi Town and Beiwucha Town, the western
part of Lanzhouwan Town, and the central part of other townships and surrounding areas.
At the same time, fragmentation in these plots was high, the concentration was low, and the
size of the plots was generally less than 5 hm?. In addition, the depth of groundwater buried
in these extremely vulnerable plots was relatively shallow, and there was a large amount
of groundwater being extracted. The excessive input of pesticides, fertilizers, agricultural
films, and other agricultural production materials into cultivated land year after year has
greatly increased the land’s vulnerability. The cultivated land located in the northern part
of Manas County is closer to the desert, where the ecological environment is already fragile,
and the interference of human activities makes the cultivated land extremely vulnerable.
The cultivated land located in the western part of Lanzhouwan Town, the central part of
other townships, and in the surrounding regions are in the built-up areas of the townships,
which have a relatively concentrated population, frequent socioeconomic activities, and
the construction of infrastructure such as cities and transportation. These factors not only
destroy the form of cultivated land use and leads to a serious decline, but it also reduces
the resistance to disturbance and the recovery capacity of the arable ecosystem, which has
a very clear and negative impact on cultivated land.
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Figure 4. Spatial distribution of cultivated land vulnerability.

3.3. Identification and Layout of Fallow Land

Based on the evaluation results of cultivated land vulnerability as the basis for cul-
tivated land withdrawal and using the area of cultivated land withdrawal under water
resource restriction as the limit, the cultivated land parcels in Manas County were screened
in reverse. This means that the cultivated land parcels were accumulated according to the
value of the evaluation results of cultivated land vulnerability from smallest to largest; this
was performed until the accumulated area was less than or equal to the area of withdrawal
of cultivated land under water resource restriction. Using ArcGIS 10.3 (ESRI Corporation
of the United States) to screen the cultivated land plots, it was concluded that the area of
cultivated land that could be retired under water resource restrictions in Manas County in
2021 was 16,787.34 hm?2, which accounted for 24.74% of the cultivated land in the county
and involved a total of 10,882 plots of cultivated land.

According to the spatial distribution of cultivated land withdrawal in Manas County,
there are five clusters of cultivated land withdrawal (The dashed line in Figure 5), namely
the northern part of Liutudi Town, the southern part of Beiwucha Town, the central
part of Lanzhouwan Town, the northern part of Liangzhouhu Town, and the northern
part of Letuyi Town (See Figure 5). Further analysis of the data, combined with the
indicators that had a greater impact on the vulnerability score of cultivated land, led to
the identification of four main types of withdrawal of cultivated land: desertification
withdrawal, salinization withdrawal, severe overextraction of groundwater withdrawal,
and soil pollution withdrawal. The northern edge of Liuhudi Town and Beiwucha Town is
adjacent to the desert, and has a poor ecological environment, poor cultivation conditions,
and comprises low-yielding cultivated land without irrigation and drainage facilities.
Consequently, this area faces the risk of desertification.
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Figure 5. Spatial distribution of cultivated land in Manas County.

The salt content of the soil in the southern part of Beiwucha Town and the central part
of Liangzhouhu Town was above 4 g/kg, which is moderately saline and seriously affects
the growth and development of crops, even cotton, which is a salt-tolerant crop. As a result,
the income per unit area of the farmers in this area was low. This type of cultivated land
withdrawal is, therefore, salinization.

Lanzhouwan Town has a high level of mechanized agricultural production. Further-
more, the amount of pesticides and fertilizers used on its cultivated land, and the area
covered by mulch, were the highest in Manas County, making the soil highly polluted by
pesticides, fertilizers, and mulch. Meanwhile, the Jiehezi Reservoir in Lanzhouwan Town,
which can irrigate 133,000 ha of cultivated land, is the main source of irrigation for the
surrounding cultivated land [43]. To avoid the impact on the water quality of the reservoir,
all the surrounding cultivated land is fallowed. This type of cultivated land withdrawal is
due to soil pollution.

The cultivated land in the northern part of Letuyi Town and the eastern part of
Baojiadian Town had the largest cumulative variation in groundwater depth, and all of
them had negative variations, ranging from —3 m to —2 m. Compared to the current
distribution of machine wells in Manas County, the cultivated land in the northern part of
Letuyi Town and the eastern part of Baojiadian Town have more dense machine wells, which
makes the depth of groundwater in this area much higher than that in other areas, and there
is a very serious phenomenon of groundwater overexploitation. It is therefore necessary
not only to withdraw a certain amount of cultivated land, but also to remediate and bury
some of the illegally dug wells to restore the depth of groundwater. The withdrawal of
cultivated land in this area is due to a serious case of groundwater overexploitation.
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4. Discussion

This study first estimated the upper and lower limits of the withdrawal of cultivated
land area in Manas County from the perspectives of food security and water resources
constraints, which was an important research finding. On this basis, the vulnerability
evaluation model of cultivated land was constructed to identify the specific location of the
withdrawal of cultivated land, which provided technical reference for the implementation
of the policy of reducing water resources utilization in the withdrawal of cultivated land,
but there are still some deficiencies that will be the direction of future research.

The area of cultivated land withdrawal is not always constant. From the perspective
of food security, an increase in the value of a parameter such as food productivity, grain
ratio or multiple cropping index may increase the area of cultivated land withdrawal; from
the perspective of water resource constraints, under the total amount control, the amount
of water used for planting production is determined by domestic water, ecological water,
and other non-planting water. When the water used in the above three aspects is satisfied,
there are still more water resources for planting production, and the area of cultivated
land withdrawn may be reduced. However, the amount of cultivated land increased or
decreased still needs to be accurately calculated. Therefore, in future research, a dynamic
evaluation platform for cultivated land withdrawal will be established to meet the needs of
changing parameters.

The area of exited farmland is not a one-time all exit, need to be differentiated, it would
also be necessary to carry out differentiated cultivated land withdrawals, dividing the
exiting cultivated land into permanently exiting cultivated land and precariously exiting
cultivated land. For some areas where the vulnerability of cultivated land is serious,
the management of permanently withdrawn cultivated land is implemented, and these
cultivated lands are managed to prevent their degradation. For some areas with good
farming conditions, cultivated land where local natural and climatic conditions have
improved can be withdrawn from cultivation for a short period of time, and recultivation
can be considered when it is restored to a cultivated state.

In the selection of cultivated land vulnerability evaluation factors, the characteristics
of cultivated land use and environmental differences were highlighted, while the attribute
of cultivated land was less considered. For example, priority should be given to withdrawal
of cultivated land after the expiry of its contractual life, and priority should also be given
to withdrawal of cultivated land that is illegally reclaimed, which includes cultivated land
that is not on the Land Use Status Map of the Ministry of Land and Resources. In future
studies, the land contract rights database and the land use status map can be superimposed
on the cultivated land vulnerability distribution map to consider the withdrawal issue in
an integrated manner. In addition, withdrawal from cultivated land has the greatest impact
on farmers’ livelihoods, and this study does not take the effect of farmers’ willingness
to withdraw on land use into consideration. Therefore, in future cultivated withdrawal
operations in other regions, the spatial distribution of fallowed land can be explored by
combining factors such as the farmers’ willingness and livelihood transition.

After withdrawing from cultivated land, how to resettle the remaining labor is an
important issue. For farmers with permanently withdrawn cultivated land, apart from
giving some compensation for withdrawal, decision makers can also guide the remaining
laborers to carry out industrial transformation and engage in secondary and tertiary in-
dustries. Only in this way can we implement the policy of withdrawing from cultivated
land and reducing the use of water resources in an orderly manner, so as to ensure that the
withdrawn cultivated land is no longer cultivated. For farmers with short-term farmland
withdrawal, decision makers can only give compensation amounts during the period when
the cultivated land is withdrawn and require that it be managed and protected. In addi-
tion, a reward system can be established to increase farmers’ motivation to protect their
cultivated land.
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5. Conclusions

Based on the contradictory relationship between water scarcity and cultivated land
use in arid areas, this study took Manas County as the study area and empirically explored
the spatial allocation of cultivated land withdrawal in the region. This was done using the
minimum area per capita method, ESRP vulnerability assessment model, grey prediction
model, GIS spatial analysis, and other methods, to provide reference for the effective
implementation of the fallow water reduction policy. From this study, the following
conclusions were drawn:

(1) Through the minimum area method and the principle of the balance between water
supply and demand, the lower and upper limits of withdrawal from cultivated land
in Manas County were measured to be 16,493.68-20,749.90 hm?, which accounted for
24.31-30.58% of the total area of cultivated land, respectively.

(2) The vulnerability of cultivated land in Manas County was evaluated using the ESRP
vulnerability assessment model. The overall vulnerability of cultivated land in Manas
County is high, with 94.74% of the cultivated land in the county being moderately
vulnerable or worse. Furthermore, there is an urgent need to optimize the way
cultivated land is used.

(3) Using the area of cultivated land withdrawal under water resource constraints as
a constraint for the withdrawal of cultivated land and arranging them from small
to large according to the results of the vulnerability evaluation of cultivated land,
the area of withdrawal of cultivated land in Manas County totaled 16,787.34 hm?,
which accounted for 24.74% of the county’s cultivated land area. Moreover, there were
five spatial aggregations of fallowed land and four types of withdrawal of cultivated
land. The four types of withdrawal of cultivated land were desertification withdrawal,
salinization withdrawal, severe overextraction of groundwater withdrawal, and soil
pollution withdrawal.

Author Contributions: Conceptualization, X.Y.; methodology, Y.W.; software, H.X.; validation, X.Y.;
formal analysis, B.X.; investigation, X.Y.; resources, Y.W.; data curation, X.Y.; writing—original draft
preparation, X.Y.; writing—review and editing, Y.C.; visualization, G.Y.; supervision, Y.C.; project
administration, Y.W,; funding acquisition, Y. W. All authors have read and agreed to the published
version of the manuscript.

Funding: This research was funded by the Shihezi University Youth Innovation and Cultivation
Talent Program Project (Project Numbers: KX00300302), Shihezi University’s Innovative Development
Special Project (Project Numbers: CXFZSK202105), Shihezi University High-level Talents Research
Start Project (Project Numbers: RCZK2018C41 and RCZK2018C22), and Corps key areas of science
and technology research program projects (Project Number: 2021AB021).

Institutional Review Board Statement: Not applicable.
Informed Consent Statement: Not applicable.

Conflicts of Interest: The authors declare no conflict of interest.

References

1.  Ainiwaer, M.; Ding, J.; Wang, J.; Nasierding, N. Spatiotemporal dynamics of water table depth associated with changing
agricultural land use in an arid zone oasis. Water 2019, 11, 673. [CrossRef]

2. Cai, P; Hamdi, R.; Luo, G.; He, H.; Zhang, M.; Termonia, P.; De Maeyer, P. Agriculture intensification increases summer
precipitation in Tianshan Mountains, China. Atmos. Res. 2019, 227, 140-146. [CrossRef]

3. Waldron, B,; Gui, D,; Liu, Y.; Feng, L.; Dai, H. Assessing water distribution and agricultural expansion in the Cele Oasis, China.
Environ. Monit. Assess. 2020, 192, 288-307. [CrossRef] [PubMed]

4. Sun,C.; Wei, Y,; Zhao, L. Co-evolution of water-energy-food nexus in arid areas: Take northwest China as an example. J. Nat.
Resour. 2022, 37, 320-333. [CrossRef]

5. He K,;Wu,S,; Yang, Y,; Wang, D.; Zhang, S.; Yin, N. Dynamic changes of land use and oasis in Xinjiang in the last 40 years. Arid
Land Geogr. 2018, 41, 1333-1340. [CrossRef]

6. Zhu, L; Xia, X,; Yang, A.; Jing, H. Expansion of cultivated land in the oasis area of the Manas river basin sensitivity analysis of

ca-markov model parameters. Arid Zone Res. 2020, 37, 1327-1336. [CrossRef]


http://doi.org/10.3390/w11040673
http://doi.org/10.1016/j.atmosres.2019.05.005
http://doi.org/10.1007/s10661-020-8233-2
http://www.ncbi.nlm.nih.gov/pubmed/32297013
http://doi.org/10.31497/zrzyxb.20220204
http://doi.org/10.12118/j.issn.1000-6060.2018.06.21
http://doi.org/10.13866/j.azr.2020.05.26

Agriculture 2022, 12, 926 17 of 18

10.

11.

12.

13.

14.

15.

16.

17.

18.

19.

20.

21.

22.

23.

24.

25.

26.

27.

28.

29.

30.

31.

32.

33.

34.

35.

Liao, N.; Wang, Y.; Xu, H.; Fan, Z.; Zhang, Z.; Yao, J.; Zhang, Q.; Huang, Y. Differences in and driving forces of cultivated land
expansion in the Manas river basin oasis, Xinjiang. Chin. J. Eco-Agric. 2021, 29, 1008-1017. [CrossRef]

Zuo, Q.; Hu, D.; Dou, M.; Zhang, X.; Ma, J. Framework and core system of the most stringent water resource management system
based on the concept of human-water harmony. Resour. Sci. 2014, 36, 906-912.

Zhou, W,; Shen, L.; Zhong, S. Assessment of land and water resources in western China for the sustainable development goals.
Geogr. Res. 2022, 41, 917-930. [CrossRef]

Hao, L. Ecology-Oriented Suitable Oasis Agricultural Scale and Its Spatial Optimization Distribution. Ph.D. Thesis, Northwest
A&F University, Xianyang, China, 2019.

Yang, G; Li, S.; Wang, H.; Wang, L. Study on agricultural cultivation development layout based on the matching characteristic of
water and land resources in North China Plain. Agric. Water Manag. 2022, 259, 107272-107291. [CrossRef]

Zeng, Q.; Wang, Y.; Wang, J.; Chen, L.; Huang, J.; Liu, X. Spatial distribution and compensation strategy of land fallow based on
quality-risk in arid areas. Trans. Chin. Soc. Agric. Eng. 2021, 37, 266-276. [CrossRef]

Jiang, H.; Chen, L. Spatial allocation efficiency and control strategy of county land resources based on main functional areas of
territorial space: A case study of Ganyu, Jiangsu province. J. Nat. Resour. 2021, 36, 2424-2436. [CrossRef]

Ursino, N.; Cassiani, G.; Deiana, R.; Vignoli, G.; Boaga, ]. Measuring and modeling water-related soil-vegetation feedbacks in a
fallow plot. Hydrol. Earth Syst. Sci. 2014, 18, 1105-1118. [CrossRef]

Lu, D.; Wang, Y.; Yang, Q.; He, H.; Su, K. Exploring a moderate fallow scale of cultivated land in china from the perspective of
food security. Int. . Environ. Res. Public Health 2019, 16, 4329. [CrossRef]

Wang, X; Xin, L.; Tan, M.; Li, X.; Wang, J. Impact of spatiotemporal change of cultivated land on food-water relations in China
during 1990-2015. Sci. Total Environ. 2020, 716, 137119-137156. [CrossRef]

Feng, L.; Dai, J.; Tian, L.; Zhang, H.; Li, W.; Dong, H. Review of the technology for high-yielding and efficient cotton cultivation in
the northwest inland cotton-growing region of China. Field Crop. Res. 2017, 208, 18-26. [CrossRef]

Liu, L.; Yang, B. Research on ecological compensation of provincial cultivated land in China. China population. Resour. Environ.
2019, 29, 52-62. [CrossRef]

Wang, X.; Yang, J.; Jin, W.; Liu, G.; Liu, M; Yao, R.; Yv, S. Change of soil organic carbon reserve in northern Manasi county in last
30 years. Trans. Chin. Soc. Agric. Eng. 2012, 28, 223-229. [CrossRef]

Liu, X,; Cai, Z.; Xu, Y.; Zheng, H.; Wang, K.; Zhang, F. Suitability evaluation of cultivated land reserved resources in arid areas
based on regional water balance. Water Resour. Manag. 2022, 36, 1463-1479. [CrossRef]

Xu, E.; Li, . Spatial optimization of ecological cropland conversion and trade-off analysis under water resources restriction in the
arid region: Taking Qitai county as a case study. Geogr. Res. 2021, 40, 627-642. [CrossRef]

Nikghalb, S.; Shokoohi, A.; Singh, V.P.; Yu, R. Ecological regime versus minimum environmental flow:comparison of results for a
river in a semi mediterranean region. Water Resour. Manag. 2016, 30, 4969-4984. [CrossRef]

Han, S.; Zhang, L.; Chen, Y. Fallow scale of major grain producing areas in Jiangsu province under food security and ecological
safety constraints. Trans. Chin. Soc. Agric. Eng. 2021, 37, 247-255. [CrossRef]

Chen, Z. Exploring the Fallow Zoning Based on Double Constraints of Ecological Security and Food Security—A Case of Yanshan
County in the Rocky Desertification Area. Ph.D. Thesis, Southwest University, Chongqing, China, 2020.

Polsky, C.; Neff, R.; Yarnal, B. Building comparable global change vulnerability assessments: The vulnerability scoping diagram.
Glob. Environ. Chang. Hum. Policy Dimens. 2007, 17, 472-485. [CrossRef]

Hazbavi, Z.; Sadeghi, S.H.; Gholamalifard, M.; Davudirad, A.A. Watershed health assessment using the pressure-state-response
(PSR) framework. Land Degrad. Dev. 2020, 31, 3-19. [CrossRef]

Chen, H.-P; Lee, M.; Chiueh, P-T. Creating ecosystem services assessment models incorporating land use impacts based on soil
quality. Sci. Total Environ. 2021, 773, 145018-145029. [CrossRef]

Miheli¢, R.; Pe¢nik, J.; Glavan, M.; Pintar, M. Impact of sustainable land management practices on soil properties: Example of
organic and integrated agricultural management. Land 2021, 10, 8. [CrossRef]

Qian, F; Lal, R.; Wang, Q. Land evaluation and site assessment for the basic farmland protection in Lingyuan County, Northeast
China. J. Clean. Prod. 2021, 314, 128097-128108. [CrossRef]

Layek, J.; Das, A.; Ramkrushna, G.I; Krishnappa, R.; Ghosh, PK.; Lal, R.; Choudhury, B.U.; Mohapatra, K.P,; Babu, S.; Yadav,
G.S.; et al. Managing rice fallow lands of the Eastern Indian Himalayas: Impacts of residue management and varietal interventions
on soil properties, carbon stocks, and productivity. Land Degrad. Dev. 2021, 32, 4871-4888. [CrossRef]

Wang, H.; Liu, Y.; Cai, L.; Fan, D.; Wang, Y.; Yao, Y. Regional differentiation in the ecological effects of land cover change in China.
Land Degrad. Dev. 2021, 33, 346-357. [CrossRef]

Yao, M.; Shao, D.; Lv, C.; An, R.; Gu, W,; Zhou, C. Evaluation of arable land suitability based on the suitability function—A case
study of the Qinghai-Tibet Plateau. Sci. Total Environ. 2021, 787, 147414-147431. [CrossRef]

Ye, S,; Ren, S.; Song, C.; Cheng, C.; Shen, S.; Yang, J.; Zhu, D. Spatial patterns of county-level arable land productive-capacity and
its coordination with land-use intensity in mainland China. Agric. Ecosyst. Environ. 2022, 326, 107757-107758. [CrossRef]

Ye, S.; Song, C.; Gao, P; Liu, C.; Cheng, C. Visualizing clustering characteristics of multidimensional arable land quality indexes
at the county level in mainland China. Environ. Plan. A Econ. Space 2022, 54, 222-225. [CrossRef]

Zhang, Z.; Li, Y.; Liu, G.; Zhu, Q.; Xu, Y. Dynamic research on spatial variability of cultivated soil organic matter in Changji
prefecture, Xinjiang. Geogr. Res. 2021, 40, 643-656. [CrossRef]


http://doi.org/10.13930/j.cnki.cjea.200646
http://doi.org/10.11821/dlyj020201092
http://doi.org/10.1016/j.agwat.2021.107272
http://doi.org/10.11975/j.issn.1002-6819.2021.20.030
http://doi.org/10.31497/zrzyxb.20210918
http://doi.org/10.5194/hess-18-1105-2014
http://doi.org/10.3390/ijerph16224329
http://doi.org/10.1016/j.scitotenv.2020.137119
http://doi.org/10.1016/j.fcr.2017.03.008
http://doi.org/10.12062/cpre.20180906
http://doi.org/10.3969/j.issn.1002-6819.2012.17.033
http://doi.org/10.1007/s11269-022-03093-5
http://doi.org/10.11821/dlyj020200843
http://doi.org/10.1007/s11269-016-1488-2
http://doi.org/10.11975/j.issn.1002-6819.2021.23.029
http://doi.org/10.1016/j.gloenvcha.2007.01.005
http://doi.org/10.1002/ldr.3420
http://doi.org/10.1016/j.scitotenv.2021.145018
http://doi.org/10.3390/land10010008
http://doi.org/10.1016/j.jclepro.2021.128097
http://doi.org/10.1002/ldr.4067
http://doi.org/10.1002/ldr.4156
http://doi.org/10.1016/j.scitotenv.2021.147414
http://doi.org/10.1016/j.agee.2021.107757
http://doi.org/10.1177/0308518X211062232
http://doi.org/10.11821/dlyj020200915

Agriculture 2022, 12, 926 18 of 18

36.

37.

38.

39.
40.

41.

42.

43.

Ding, Q.; Zhou, J.; Du, M.; Wang, X.; Zhang, S.; Gao, Q. Patiotemporal variation of groundwater table from 2016 to 2020 in
Shihezi-Changji of Xinjiang. J. Irrig. Drain. 2022, 41, 109-117. [CrossRef]

Yuan, W.; Liu, X. Ecological risk assessment and control of non-point source pollution in cultivated land based on the entropy
weight-set pair model:Using Changji prefecture, Xinjiang, China as an example. J. Agric. Resour. Environ. 2019, 36, 630-639.
[CrossRef]

Xin, L.; Wang;, J. Target setting of food self-sufficiency level in China:Literature review and policy enlightenment. J. Nat. Resour.
2019, 34, 2257-2269.

Zeng, F.; He, Y. Calculation and analysis about regional grain self-sufficiency of China. Agric. Econ. Manag. 2017, 25-35. [CrossRef]
Niu, Y.; Xie, G.; Xiao, Y,; Liu, J.; Wang, Y.; Luo, Q.; Zou, H,; Gan, S.; Qin, K.; Huang, M. Spatiotemporal patterns and determinants
of grain self-sufficiency in China. Foods 2021, 10, 747. [CrossRef]

Niu, Y,; Xie, G.; Xiao, Y.; Liu, J.; Zou, H.; Qin, K.; Wang, Y.; Huang, M. The story of grain self-sufficiency: China’s food security
and food for thought. Food Energy Secur. 2022, 11, e344—e364. [CrossRef]

Xin, L.; Liu, R.; Wang, J. Development and enlightenment of new China’s grain security in the past 70 years:Based on the evolution
of the relationship between grain self-sufficiency rate and grain security. Issues Agric. Econ. 2020, 10, 19-31. [CrossRef]

Yuan, W.; Liu, X.; Chen, Y. Discussion on ecological risk evaluation index system of non-point source pollution of cultivated land
and its prevention and control: Taking Changji hui autonomous prefecture of Xinjiang as an example. J. Cent. South Univ. For.
Technol. 2019, 13, 35-42. [CrossRef]


http://doi.org/10.13522/j.cnki.ggps.2021390
http://doi.org/10.13254/j.jare.2019.0076
http://doi.org/10.3969/j.issn.1674-9189.2017.01.004
http://doi.org/10.3390/foods10040747
http://doi.org/10.1002/fes3.344
http://doi.org/10.13246/j.cnki.iae.2020.10.003
http://doi.org/10.14067/j.cnki.1673-9272.2019.02.006

	Introduction 
	Materials and Methods 
	Overview of the Study Area 
	Data Sources 
	Research Methods 
	The Area of Fallowing under Food Security 
	The Area of Fallowing under Water Resource Constraints 
	Identification of Fallow Lands 


	Results 
	Determination of the Area of Fallowing 
	The Area of Fallowing from a Food Security Perspective 
	The Area of Fallowing from a Water Limitation Perspective 

	Cultivated Land Vulnerability Assessment 
	Identification and Layout of Fallow Land 

	Discussion 
	Conclusions 
	References

