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Abstract: We performed a preliminary spatial analysis to assess the association of asthma emergency
visits (AEV) with ambient air pollutants (NOy, PM; 5, PM;, Black Carbon, and VOCs) over Calgary,
Canada. Descriptive analyses identify spatial patterns across the city. The spatial patterns of AEV
and air pollutants were analyzed by descriptive and spatial statistics (Moran’s I and Getis G). The
association between AEYV, air pollutants, and socioeconomic status was assessed by correlation and
regression. A spatial gradient was identified, characterized by increasing AEV incidence from west
to east; this pattern has become increasingly pronounced over time. The association of asthma and
air pollution is consistent with the location of industrial areas and major traffic corridors. AEV
exhibited more significant associations with BTEX and PM, particularly during the summer. Over
time, AEV decreased overall, though with varying temporal patterns throughout Calgary. AEV
exhibited significant and seasonal associations with ambient air pollutants. Socioeconomic status
is a confounding factor in AEV in Calgary, and the AEV disparities across the city are becoming
more pronounced over time. Within the current pandemic, this spatial analysis is relevant and timely,
bearing potential to identify hotspots linked to ambient air pollution and populations at greater risk.
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1. Introduction

Asthma is a chronic respiratory disease characterized by inflammation and narrowing of air
passages [1]. Asthmatic symptoms include wheezing, shortness of breath, and chest tightness [2].
Although common worldwide, asthma prevalence is higher in developed western countries, such as
Canada, rather than in developing countries [1]. As of 2018, approximately 12% of Canadians (i.e.,
3 million people) and 12% of Albertans have been diagnosed with asthma [3,4]. Asthma prevalence
is increasing in Alberta [5], where the asthma incidence rate was highest in children aged 1 to 14 [6].
Children are more susceptible to asthma onset, likely a result of a less developed immune system,
smaller lung passages, increased exposure to outdoor pollutants, and increased pollutant inhalation
per body weight [7].

Urban and metropolitan areas often have higher asthma prevalence than rural areas, potentially
due to increased exposure to ambient air pollutants, as elevated pollutant levels have led to surges
in emergency visits for people with asthma and those with asthmatic symptoms [7-9]. Individuals
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with a low-income subsidy or those of lower socioeconomic status are more likely to experience
increased exposure to higher concentrations of air pollutants, thus further increasing the risk of asthma
exacerbation [10-12]. Children of families with lower socioeconomic status are associated with asthma
prevalence and incidence and asthma exacerbation [13-15].

Traffic-related air pollutants (TRAP), notably nitrogen dioxide (NO,) and particulate matter with
a diameter less than 2.5 micrometers (PM; 5), have been widely researched and are known to both
exacerbate asthma and lead to decreased lung function, increased risk of asthma onset, and increased
asthma-related hospitalizations [8,9,16-21]. Many studies have noted that consistent exposure to
elevated levels of NO, and PM; 5 can decrease lung function and lead to asthmatic symptoms such as
wheezing through airway inflammation and oxidative stress [21-23]. Other ambient air pollutants,
such as particulate matter with a diameter less than 10 micrometers (PM;,), BTEX (VOCs), and black
carbon (BC), have also been associated with decreased lung function, asthma exacerbation, and asthma
onset [24,25]. PMjq often refers to pollutants and allergens such as pollen, dust, and mold [26]. BTEX
refers to four volatile organic compounds (VOCs): benzene, toluene, ethylbenzene, and xylene [27].
While BTEX can exist naturally in crude oil and in forest fire gas emissions, man-made BTEX sources
include diesel fuel combustion, aircraft emissions, and cigarettes; gas stations are a common site of
BTEX exposure [27,28]. BC refers to sooty black material, often resulting from diesel fuel combustion,
biomass combustion, or coal burning [29]. BC is one component of PM; 5 [29]. Increased exposure to
ambient air pollutants increases the risk of asthma exacerbation and/or asthma onset [16].

While many studies analyze the effects of proximity to common TRAPs, such as NO, and
PMj; 5 [20], fewer focus on the seasonal effects of other ambient air pollutants, especially PM;, BTEX,
and BC [17,30,31]. Moreover, many studies identify the proximity to TRAP in relation to home
residence, whereas individuals tend to spend time outside their residence; for example, most children
spend a large amount of time at school and/or daycare, as well as outside on, or close to, school
grounds [20]. Because people are exposed to air pollution beyond their residential environment, it is
important to assess the possible associations between asthma exacerbation and the spatial pattern of
ambient air pollutants.

Spatially detailed air pollution data are rarely available and monitoring networks are sparsely
installed, mostly due to the high costs associated with air monitoring. This study relies on fine-scale,
i.e., dissemination block level [32], air quality estimates, obtained through land use regression (LUR)
models on data from two monitoring campaigns conducted by our group in collaboration with Health
Canada over the metropolitan area of Calgary, with deployment of up to 100 monitoring stations [33].
As owners of the 2010-2011 and 2015-2016 LUR models, we can affirm with certainty that no other
study conducted has analyzed the association between asthma and air pollution over space in the
Calgary metropolitan area.

The objective of this study is to analyze the association between asthma exacerbation and ambient
concentrations of NO,, PM; 5, PM;g, BTEX, and BC in Calgary, Alberta. The spatial analytical approach
and the use of spatially detailed estimates of air pollution constitute the primary novelty of our work.

2. Study Region, Data, and Methods

Calgary is the third most populous Canadian city and the fourth largest metropolitan area, with
a population of over 1.5 million as of 2019 [34,35]. It is situated east of the Rocky Mountains, in a
transition zone between the Rockies’ Foothills and the Canadian prairies, where the Bow and Elbow
Rivers meet [36,37]. The city spans 848 km? at 1048 m above sea level [35,36]. Because of its location,
Calgary experiences many Chinook winds, bringing dry and warm winds to the city; Calgary’s average
wind speed is 14.2 km per hour—one of the highest average wind speeds in Canada [38]. Calgary’s
dry climate results in mild summer temperatures and cold winters [36]. The average daily summer
temperature is 15.2 °C and the average daily winter temperature is —7.5 °C, although temperatures
can vary to extremes [36]. Calgary was designed using segregated land use, with clear separation
between residential, commercial, and industrial areas. The eastern part of the city primarily includes
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industrial areas, including an international airport, whereas the western part of the city is primarily
residential [39]. In Calgary, the prevailing wind direction is often seasonally dependent [40]. In the
winter months, Calgary experiences more northerly and northwesterly winds which blow air towards
the south and the southeast areas of the city [40]. In the summer months, Calgary experiences more
westerly or southwesterly winds which blow air towards the east and the northeast areas of the
city [40].

Asthma prevalence and emergency room visit data were retrieved from the Alberta
Health Interactive Tool [41]. Two asthma-related variables were available: Age-Standardized
Asthma Prevalence (ASAP), along with Age-Standardized Asthma Prevalence Rate (ASAPR), and
Age-Standardized Emergency Visits (AEV), along with Age-Standardized Emergency Visit Rate (AEVR).
None of these variables were available for specific age groups; for this reason, this study cannot
specifically analyze children. Of these variables, AEV was chosen as a proxy for asthma exacerbation [9].
The variables of interest were extracted for each of the 16 Local Geographic Areas (LGA) within
the Calgary zone, over the entire study period (2008-2018). LGAs are the smallest geographical
area defined by the Government of Alberta primarily for health service planning and management
(Figure 1). Additional indicators of population and socioeconomic status (SES) were also drawn from
the Alberta Health Interactive Tool [41].

Previous studies conducted by our group yielded land use regression (LUR) estimates of air
quality at fine scale (see Figure 3). Air quality monitoring campaigns were conducted during the
summer and winter of 2010-2011 and of 2015-2016, yielding summer and winter models, respectively,
for each campaign [33,42—44]. For both the 20102011 and 2015-2016 campaigns, LUR models were
computed for nitrogen dioxide (NO;) and particulate matter (PM, 5 and PM;p), among other pollutants.
Additionally, during the 2015-2016 campaign, LUR models for BTEX and black carbon (BC) were
computed. LUR models compute regression coefficients for a set of predictors, for a given pollutant
and for a given sample. Spatiotemporal LUR models of NO; are discussed in previously published
work [33,45]. Despite differences across monitoring campaigns, and an overall slight downward trend
in pollution levels, these studies show that pollutants exhibit a consistent spatial pattern over the 5-year
interval between campaigns. Given these results, the summer 2015 and winter 2016 LUR estimates
for NO,, PM; 5, and PM; are used in this study; the only available LUR estimates for BC and BTEX
are those for summer 2015 and winter 2016. These estimates will approximate summer and winter
pollution at fine scale over the entire study period.

Statistical analyses, both standard and spatial, were conducted in the statistical computing
software R. Standard analysis includes descriptive statistics and Shapiro-Wilk normality tests on all
the variables. Correlation analysis was used to test the association between asthma and pollution
variables; as most pollutants exhibit non-normal distributions, the Spearman test was used. A t-test
analysis served to analyze the differences in asthma visits across years.

Spatial statistics include clustering (Getis G) and spatial autocorrelation (Moran’s I) tests. Getis
G evaluates the degree of spatial clustering of a variable: significant positive values of the z-score
associated with G indicate clustering of high values within a given distance, while significant negative
z-scores indicate clustering of low values; non-significant z-scores indicate spatial randomness [46].
Spatial autocorrelation evaluates whether a variable exhibits self-similarity over short distances.
Moran’s I spatial autocorrelation index ranges from —1, which indicates perfect negative spatial
autocorrelation (dispersion, or regular pattern), to +1, indicating perfect positive spatial autocorrelation
(tendency to clustering); 0 indicates uncorrelation between similarity and distance—that is, spatial
randomness [47]. The two measures (clustering vs. spatial autocorrelation) are often considered
complementary: for example, positive spatial autocorrelation indicates a tendency toward clustering,
but it does not specify whether it is a cluster of low or high values, whereas this indication is provided
by Getis G.
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Figure 1. Study area overview showing the Alberta Health (AHS) Local Geographic Areas (LGAs).

Further regression analysis was conducted to assess the association of AEV with pollutants [48].
Ideally, a multivariate regression would test the association of multiple pollutants simultaneously;
however, due to the low sample size (16 LGAs), the number of predictors was kept to a minimum.
A regression was run for each pollutant, including, as predictors, one pollutant and population for
AEV, and for AEVR, low income was included to adjust for socioeconomic status. The latter was not
included in the AEV regression in order to avoid using too many predictors in each model. Prior to
running each regression, the correlation between each pollutant and the socioeconomic status indicator
was tested in order to avoid potential multicollinearity [48]. In light of the spatial autocorrelation
observed in AEV, spatially autoregressive models were considered [49].

ArcGIS software was used to for all the maps in this paper.

3. Results

Figure 1 provides an overview of the metropolitan area of Calgary.
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Figure 2 summarizes the spatial and temporal trend of AEVR. For each LGA, the map presents
a histogram of age-standardized asthma emergency visit rate over the 11-year sample period. The
complete set of maps and descriptive statistics for AEV, as well as AEVR, is reported in Table S1.

Asthma Emergency Visit Rates, Calgary LGAs, 2008-2018
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Figure 2. Histograms representing the yearly distribution (2008-2018) of Asthma Emergency Visit
Rates (AEVR) for the Calgary LGAs (Local Geographic Areas).

Descriptive statistics of AEVR over 16 LGAs for each sample year are presented in Table 1.

Table 1. Descriptive statistics for age-standardized emergency visit rate by year.

Year 2008 2009 2010 2011 2012 2013 2014 2015 2016 2017 2018

Min. 37522  381.30 352.66 28396 31441 280.88 327.33 269.88 286.47 24693 274.96
Mean 566.23 591.22 467.70 422.65 43530 44152 47150 392.82 393.20 399.67 393.29
Max. 839.00 810.94 593.65 54935 58723 57144 669.66 516.43 531.83 560.67 547.85
Std. Dev. 13540 130.20 81.84 85.78 83.10 97.36 93.10 64.47 74.21 75.63 80.99
S-W 0.92 0.97 0.94 0.94 0.96 0.94 0.97 0.98 0.96 0.97 0.94
(p-value) (ns) (ns) (ns) (ns) (ns) (ns) (ns) (ns) (ns) (ns) (ns)

p-value: (***) [<0.01]; (**) [0.01-0.05]; (*) [0.05-0.1]; (ns) [>0.1] not significant.
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When averaged between 2008 and 2018, the LGA with the lowest mean asthma emergency visit
rate was Lower NW, with a rate of 325.06/100,000 (Figure 2). The LGA with the highest mean asthma
emergency visit rate was West Bow, with a rate of 597.05/100,000 (Figure 2). While the emergency visit
rate decreases for all LGAs over time, each LGA exhibits a distinct temporal trend throughout the
study period (Figure 2). ASEVR exhibits an overall decline from 2008 to 2018 (Table 1). t-tests of the
difference in the means yielded no significant results, suggesting that none of the sample years was
significantly different from the rest of the period. All variables follow a normal distribution according
to the Shapiro-Wilk test.

Clustering analysis (Getis G) did not yield any significant results, and therefore it is not presented.
Conversely, spatial autocorrelation analysis (Moran’s I), presented in Table 2, not only yielded significant
results over the entire period, but the index values exhibited a tendency to increase over time.

Table 2. Spatial autocorrelation of Asthma Emergency Visits (AEV).

Year 2008 2009 2010 2011 2012 2013 2014 2015 2016 2017 2018

MoranI 050 0.64 060 067 067 070 071 067 064 068 0.63
z(I) 190 238 228 246 246 257 260 248 242 251 236
p_value (*) (**) (**) (***) (***) (***) (***) (***) (**) (***) (**)

p-value: (***) [<0.01]; (**) [0.01-0.05]; (*) [0.05-0.1]; (ns) [>0.1] not significant.

Figure 3 shows the spatial distribution of the pollutants analyzed according to summer and winter
LUR estimates. Spatial autocorrelation was seen in all pollutants except PM;g. BTEX was significantly
autocorrelated in the summer months but not in the winter months. Spatial autocorrelation exhibited
overall greater values in the summer months for BC and NO,, whereas PM; 5 remained uniform
throughout the seasons (Table 2).
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Figure 3. Air pollutant estimates over Calgary in summer (515) and winter (W16).

Figure 4 illustrates the prevailing winds over Calgary, represented by windrose diagrams based
on historical wind data [50], for the months of August and January-February—that is, the months
when air quality campaigns were conducted.
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CYYC: Calgary International, Alta. CYYC: Calgary International, Alta.
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Figure 4. Calgary summer and winter prevailing winds (from http://windhistory.com [50]).

Figure 3 further shows that both BTEX and PM; are more highly concentrated during the winter
months than the summer months (Figure 3). NO; is also more highly concentrated during the winter
months; conversely, PM, 5 is more highly concentrated in the summer months and BC concentrations
are quite even throughout the seasons. During the winter months, NO,, PM; 5, PM;g, and BC are
generally all more concentrated in the NE quadrant of the city, particularly the Upper NE, Lower
NE, and East LGAs (Figure 3). In the summer months, however, PM;y and BTEX are more evenly
distributed throughout the city (Figure 3). The lowest pollutant concentrations are in the NW quadrant
of the city, particularly the Upper NW and West LGAs (Figure 3).

The spatial pattern of AEV and AVR for each sample year is shown in Table 51, accompanied by
descriptive statistics.

The Spearman correlation between AEVR and each of the pollutants considered is summarized in
Table 3 for each year and season.

NO,, PMjy, BC, and BTEX are more often significantly correlated to asthma emergency visit
rates during the summer, whereas PM; 5 exhibits more frequent significant correlations in the winter
(Table 3). Of the pollutants examined, BTEX exhibits the most frequent and significant correlations
with asthma emergency visit rates (seven of the 22 seasons during the study period), followed by PM;q
(three seasons), PM, 5 and NO, (two seasons), and BC (one season) (Table 3). The summer of 2016
exhibits the highest number of significant correlations (all the pollutants, with the exception of PM; 5)
of the whole study period (Table 3).

Correlation across potential regression predictors was not run across pollutants, as each regression
would include only one. Correlation between population and each pollutant yielded non-significant
results. Conversely, the correlation between low income and each pollutant was consistently between
0.40 (Table 4) and 0.68; these correlations, though significant, were considered sufficiently low to allow
for the inclusion of both predictors in each regression.

For two dependent variables, AEV and AEVR, on five pollutants, each over two seasons, over
the 11-year study period, 440 regressions were computed. Such a large number of regressions is not
reported. As well, the regressions yielded mixed results, albeit overall consistent with the correlations
(Table 3). The pollutant that exhibited most frequent significant associations was BTEX, followed by
PMyy, PM, 5, BC, and NO;. From the temporal point of view, 2016 exhibited the largest number of
significant regressions. Therefore, we report the complete set of 10 regressions for 2016 in Table S2.
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Table 3. Correlation of Asthma Emergency Visit Rate (AEVR) with pollutants in summer (_S) and

winter (_W) with significance level 1

Pollutants NO2_S NO2_W PM2.5_S PM2.5_ W PM10_S

PM10_W BC_S BC_W BTEX_S BTEX_W
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1 Significance levels: p-value: (***) [<0.01]; (**) [0.01-0.05]; (*) [0.05-0.1]; (ns) [>0.1] not significant.

Table 4. Correlation between low income and pollutants in summer (_S) and winter (_W) with

significance level 1.

Pollutants NO2_S NO2 W PM2.5_S PM25 W PM10_S PM10_ W BC_S BC_W BTEX_S BTEX_ W

Low
Income

0.68
)

0.67
)

0.66
*)

0.57
(*)

0.47

)

0.56
(")

0.62
(")

0.56
(*)

0.40
(ns)

0.52
(*")

1 Significance levels: p-value: (***) [<0.01]; (**) [0.01-0.05]; (*) [0.05-0.1]; (ns) [>0.1] not significant.

4. Discussion

Ambient air pollutants, including NO,, PM; 5, PM;o, BC, and BTEX, have been shown to exacerbate
asthma [6-9,16,19,20,22,23,25,51,52]. Although Calgary has relatively good air quality [39], this study
shows that significant correlations exist between ambient pollutants and AEVRs, though there is
seasonal variation. The correlations to AEVs acts as proxy data and suggest asthma exacerbation [9].
This study also shows that AEVs, as well as air pollutants, exhibit a distinct spatial pattern over the
vast metropolitan area of Calgary. The spatial pattern of asthma emergency visits is compatible with
that of the pollutants analyzed, as correlations also suggest. Pollutant concentration is generally higher
in the east, northeast, and central areas of the city—that is, areas characterized by industrial land use

and major traffic corridors. Pollutants such as BC and BTEX are often a result of biomass combustion
and fossil fuel combustion, whereas NO, and PM; 5 are mainly indicators of traffic pollution and PM;q
often refers to dust, mold spores, and pollen [26-29].
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4.1. Pollutants and Seasonality

Despite ambient pollutant concentrations being higher in the winter months than the summer
months, a stronger correlation was observed between AEVs and pollutants in the summer months.
Although NO; has previously been associated with increased asthma-related visits to the emergency
room, our study found the correlation between NO, and asthma emergency visits to be significant
only in summer 2016 [8,9,17,18,20]. This may be a result of the inversely related relationship between
nitrogen oxides (NOy) and ozone (O3) [53]. During the summer months, more ground level Os is
formed; studies have found that increasing concentrations of ground level O3 increase the risk of
hospitalization and emergency department visits for asthma and asthma-related symptoms [53,54].

BTEX and, to a lesser extent, PMy are frequently correlated to AEVRs in the summer. Due to the
warmer weather, there may be some further inclination to partake in outdoor activity, increasingly
exposing individuals to both air pollutants and allergens such as pollen. Although pollen types
and concentrations vary seasonally and geographically, any kind of pollen can increase the risk of
asthma-related hospital visits by 1-14% [55]. However, exercise induced bronchoconstriction can occur
in children with asthma due to exercise alone, which can also lead to hospitalizations and emergency
room visits [56]. Interestingly, both PM;y and BTEX can result from biomass combustion, such as forest
fires [26-28], which are a frequent occurrence in the mountains southwest of Calgary; fire smoke is
known to be carried over the metropolitan area by seasonal winds [57,58].

PM, 5 was the only pollutant that was consistently correlated to AEVRs in the winter months,
though the correlation was rarely significant. This may be a result of increased vehicular idling or
increased natural gas and fossil fuel combustion for heaters. However, it is important to note that
indoor air pollutants such as dust and mold have been linked to asthma exacerbation [59-61].

4.2. Temporal Trend

Interestingly, the most numerous significant correlations between AEV and pollutants (NO,,
PM;, BC, and BTEX) were observed during the summer of 2016. The reasons for this association are
unclear; however, the summer of 2016 was unusually rainy in Calgary [57,58]. Forest fires were less
severe than during other summers, yet the increased humidity, possibly compounded with altered
temperatures, may have influenced the plant blooming season, with variation in the amount or mix of
pollen in the air [57,58]. Additionally, Calgary experienced major floods in the summer of 2013, which
may have impacted the formation of indoor and outdoor mold in the following years [62].

Overall, there was a decrease in AEVR between 2008 and 2018 in all LGAs in Calgary. Other
studies have found that increasing concentrations of pollutants increase asthma exacerbation and
emergency room visits as well as decreasing lung function [16-18,36]. Air pollution also decreased
between 2008 and 2018; however, as seen in Figure 2, asthma exacerbation decreased drastically
between 2008 and 2014 [63]. Despite the overall decreasing emergency visit rate, AEVS increased in
some LGAs. The reasons for this sharp decline are unclear. However, a more expansive drug coverage
was implemented in Alberta after the enactment of the National Common Drug Review process [64].
Fluticasone and Ciclesonide, inhaled corticosteroids, were added to the Alberta drug benefit program
in 2007 and 2006, respectively [64]. A combination drug, salmeterol/fluticasone, has been a part of
the Alberta drug benefit program since 1999 and has been considered to be both more cost effective
and more effective at treating asthma [64]. It remains unclear whether the addition of the two inhaled
corticosteroids could cause such a substantial decrease in AEV rates.

4.3. Spatial Analysis

The spatial analysis yields what appears to be the most novel and relevant results of this study.
Descriptive and visual analyses show that AEV exhibits higher values in the eastern quadrants of
Calgary. Consistently, Moran’s I shows that AEV exhibits positive spatial autocorrelation, indicating
that nearby LGAs exhibit similar AEV rates. Conversely, Getis G yields null results, suggesting that
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AEVs do not tend to form spatial clusters. The combination of these three analyses suggests that AEV
exhibits a spatial trend, not only visually discernible but also quantifiable and statistically significant: it
consists of a gradient, increasing from the west and southwest to the east and northeast portions of the
metropolitan area. This pattern is consistent with pollution patterns previously noted in the literature
and is further confirmed by correlation analysis [33,39,43,44]. Further, spatial autocorrelation in AEV
increases over the years, suggesting that the gradient is becoming more pronounced, likely indicating
a growing disparity across the city. The correlation analysis between pollutants and the socioeconomic
indicator tested for the regression analysis shows that the correlation between low income and any
pollutant is never below 0.40 (BTEX), reaching values as high as 0.68 (NO;). These results point to a
strong association linking low income, high air pollution, and high AEV; these associations are linked
to specific communities, with a clear gradient from the wealthier to the less fortunate portions of the
city, with a widening gap in wealth, health, and air quality between west and southwest compared to
east and northeast. Our analysis of asthma emergency rates and ambient air pollution over space and
time was able to identify this widening gap, which should be further investigated by health authorities.

4.4. Limitations, Novelty, and Future Work

The primary limitation of this study was the lack of data. We could not analyze the association
between AEV and pollutants in children, owing to the lack of age-specific data. The sample size was
small, as AEV data were limited to 16 LGAs within the city of Calgary. Descriptive spatial analyses
were conducted and presented, yet multivariate analyses such as regression analysis are problematic
in a small sample. The temporal sample of AEV consisted of 11 years, which is an even smaller sample
for temporal analyses. In addition, only 2015-2016 spatial pollution estimates were used to assess the
association of ambient pollutants and AEV throughout the entire study period. For these reasons, this
work is considered a preliminary analysis.

Within the current COVID-19 pandemic, this spatial analytical study is particularly relevant and
timely, owing to its potential to identify hotspots linked to ambient air pollution and populations at
greater risk. Despite its limitations, this work achieved relevant results, particularly from the spatial
analysis. Specifically, pollution data are rarely available at fine scale, and estimates are not often
available at the intra-urban scale. As the LUR models were developed by our research group, we can
affirm with certainty that this is the first study to analyze the association of asthma and air pollution
over space in this large metropolitan area. Its results will be shared with medical and nursing staff and
will yield strong potential to aid the management of children and adults affected by asthma.

Further work is underway to conduct additional monitoring campaigns (currently halted by the
coronavirus disease 2019 (COVID-19) pandemic) which will provide additional data to define the
temporal trend of pollution. As shown in [44], the existing LUR estimates can be used in conjunction
with data from the regulatory network to estimate air pollution over time and space and over a given
temporal interval [33,45]. This work will be expanded to provide detailed spatial and temporal air
quality estimates over several years.

This preliminary study yielded some very promising results. Building on these preliminary
findings, we will seek permission to obtain ethical approval to analyze AEV data for different age
groups and at a finer spatial and temporal resolution. For example, data at the community level,
as well as seasonal and annual data, should be used; just the community and seasonal data would
provide 44 temporal samples over approximately 200 spatial units, and this number could also increase
if age-specific data were to be obtained. Building on these data, we will perform multivariate analyses
to robustly and reliably assess the relationships identified by this preliminary study. This study will be
further expanded by monitoring the effects of air pollution on asthma in children specifically. The latter
analysis will involve monitoring the ambient air pollution surrounding frequently visited locations,
such as place of residence, school zones, and playground locations. Moreover, particular age groups
could be analyzed to determine whether age plays a role in susceptibility to asthma exacerbation by
air pollution.
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5. Conclusions

We performed a preliminary spatial analysis of the association of asthma emergency visits (AEV)
with air pollutants (NO,, PM; 5, PM;, BC, and BTEX) over the metropolitan area of Calgary, Canada.
Maps and descriptive statistics show that AEV displays a discernible spatial pattern across the city.
Spatial statistics (Moran’s I spatial autocorrelation index and Getis G clustering index), in combination
with the observed pattern, describe this pattern as a gradient, characterized by increasing AEVs from
the western to the eastern portions of the city. Correlation and regression indicate that this trend is
associated with air pollution and socioeconomic status. Spatial autocorrelation tests repeated over an
11-year study period (2008-2018) indicate that the gradient is becoming more pronounced, suggesting
that disparities across the city are increasing over time. The association of asthma and air pollution is
consistent with the location of industrial areas and major traffic corridors. Over the years, AEVs have
overall decreased; however, the decline was more pronounced between 2010 and 2014. This decline
did not occur consistently in all the areas of Calgary. AEV exhibited more significant associations
with BTEX and PM;g. Despite greater pollution levels in the winter, the association with AEV was
more pronounced in the summer. The novelty of the study is the spatial analytical approach based on
fine-scale pollution estimates.
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