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Simple Summary: The formation of a pre-metastatic niche (PMN) is important for cancer metastasis.
This study revealed a specific lymphatic endothelial cell subpopulation that increased neutrophil
recruitment and polarization of N2-type neutrophils in lung PMN. Our study provides an in-depth
investigation for studying the characteristics of such lung PMN formation in breast cancer.

Abstract: The establishment of a pre-metastatic niche (PMN) is critical for cancer metastasis. However,
it remains unclear as to which phenotypes induce changes in the PMN. Single-cell transcriptomic
profiling of all cells of the lung in cancer-bearing MMTV-PyVT mice revealed an increased infiltration
of N2-type neutrophils and classical monocytes associated with chronic inflammation; notably, lung
neutrophils isolated from mice with primary cancer exhibited similar N2-type phenotypes and
expressed high levels of inflammatory and angiogenic factors. We also discovered a new cluster
of Ki67-upregulated lymphatic endothelial cells (ECs) that activated several cell division-related
pathways. Receptor-ligand interactions within the lung potentially mediated PMN formation;
these were exemplified by the cross talk of lymphatic EC-N2-type neutrophil via SI00A6. In vitro
study revealed S100A6 impaired EC tight junction and increased the transendothelial migration
of neutrophils. Our results highlight the molecular mechanisms that shape lung PMN and inspire
preventive strategies for lung metastasis in breast cancer.
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1. Introduction

Breast cancer (BC) is the most frequent type of human cancers and the second leading
cause of cancer-related death among women worldwide [1,2]. The prognosis of patients
with breast cancer, especially triple-negative breast cancer (TNBC) and human epidermal
growth factor receptor 2 (HER2)-positive breast cancer, is still unsatisfactory [2,3]. In spite
of the vast advancement of diagnosis and therapy in the past few decades, breast cancer
patients still suffer from metastasis after diagnosis and primary tumor treatment [4], and
patients are burdened by poor treatment response to the available therapeutic options [5].
It is therefore essential to conduct further in-depth research into the molecular mechanisms
of breast cancer progression and metastasis.
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The pre-metastatic niche (PMN) plays a crucial role in cancer development, serving
as a favorable environment for colonization, survival and proliferation for disseminated
cancer cells and is the rate-limiting step for cancer metastasis [6,7]. The microenvironment
of metastatic target tissue undergoes a series of cellular and molecular changes to facili-
tate the proliferation of disseminated cancer cells [8,9]; thus, so a better understanding of
PMN formation could lay the foundation for the development of metastasis preventive
strategies for breast cancer metastasis. The increased recruitment of immune cells, such
as macrophages, neutrophils and myeloid-derived suppressor cells (MDSCs), is a funda-
mental characteristic of PMNs [10,11]. In addition, it is known that vascular endothelial
cells undergo angiogenesis, tight junction destruction and the secretion of inflammatory
factors to support cancer cell spread [12,13]. Although the distinctive characteristics of
organotropism are attributed to the complex components and precise structures between
different metastatic target organs and the type of cancers [14]. Consequently, a systemic
tool for investigating panoramic changes underlying PMN formation in specific organs
is required.

Transcriptome analysis assessed by bulk RNA-seq is insufficient for profiling the tran-
scriptional features in specific cell types. Recent innovations in single-cell RNA sequencing
(scRNA-seq) have provided new insights for single-cell level depiction of the cellular diver-
sity and have enabled the classification of distinct cell types in an organ [15,16], offering
an unique opportunity to inspect the knowledge gap by dissecting the cellular modeling
and complex interactions involved in PMN formation. In the current study, a single-cell
atlas of the lung PMN from MMTV-PyVT mice was constructed, with analysis revealing
that immune cells, largely driven by subtype-specific changes, were involved in PMN
formation. In the midst of substantial heterogeneity, a specific lymphatic endothelial cell
subpopulation was identified, marked by high S100A6 expression and contributing to
neutrophil recruitment and polarization. Our study provides an in-depth investigation for
studying the characteristics of lung PMN formation in breast cancer and for developing
effective preventive strategies for patients with breast cancer.

2. Materials and Methods
2.1. Experimental Animals

All animals were housed in accordance with the Institutional Animal Care and Use
Committee guidelines of Kaohsiung Medical University. Female and male MMTV-polyoma
middle T antigen (PyMT) transgenic mice on an FVB background (double transgenic;
FVB/N-Tg [MMTV-PyVT] 634 Mul-J~1) [17] were purchased from Jackson Laboratories
(Bar Harbor, ME, USA). The breeding program was established using FVB/N] females
and hemizygous MMTV-PyVT 634 Mul/]~! male. These mice developed palpable mam-
mary tumors at approximately 4-5 weeks, and metastases to the lung at approximately
15 weeks of age. All of the animal experiments were performed in accordance with the
Institutional Animal Care and Use Committee, and with the approval of Animal Care and
Use Committee of the School of Kaohsiung Medical University.

2.2. Lung Tissue Dissociation and CD45*/CD45™ Cell Separation

The dissociation of lung tissue was performed using a lung dissociation kit (Cat #130-
095-927; Miltenyi Biotech, Bergisch Gladbach, Germany) according to the manufacturer’s
instructions. Briefly, the lungs of the mice were transferred to a C tube containing the
enzyme/serum free Dulbecco’s Modified Eagle Medium (DMEM) with the mix solution
(enzymes D and A in DMEM medium). The GentleMACS programs were run with a
31-min incubation on the MACS mix tube rotator at 37 °C. The cell suspension was subse-
quently passed through a 70-pm strainer, and the CD45* cells were separated using CD45
MicroBeads (Cat #130-110-618; Miltenyi Biotech; Bergisch Gladbach, Germany) in combina-
tion with LS magnetic separation columns according to the manufacturer’s instructions.
CD45" cells were collected in the original flow through, while CD45" cells retained on the
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column were collected by flushing the column with buffer and removing the column from
the magnetic field.

2.3. scRNA-seq Library Preparation and Sequencing

Immediately post cell population separation, CD45* and CD45" single cells were
prepared for single cell sequencing using the Chromium Single Cell 3’ GEM, Library & Gel
Bead kit v3 (10X Genomics, Pleasanton, CA, USA) on a 10X Genomics Chromium Controller.
Generation of Gel Beads-in-Emulsion (GEM), barcoding, post GEM-reverse transcription
cleanup, and amplification of the cDNA library was performed by 15 cycles of polymerase
chain reaction (PCR) amplification according to the manufacturer’s instructions; the library
was then sequenced using NextSeq2000 for Illumina (San Diego, CA, USA).

2.4. Data Quality Control, Integration and Clustering

ScRNA-seq data were processed using the Cell Ranger Single-Cell Software Suite (10X
Genomics, Pleasanton, CA, USA) and then further analyzed using the R package Seurat
(version 4.0.4; https:/ /satijalab.org/seurat/, accessed on 24 December 2022) with default
parameters. The data were filtered according to the following thresholds: <200 or >3000
as unique expressed genes (nFeature_RNA) and >20% as the percentage of mitochondrial
genome content. The data were then normalized by converting with a scale factor (default
as 10,000) and log-transformed using the Seurat embedded function. A correlation analysis
was performed by employing the Run PCA function of the Seurat package, followed by
an integrated analysis of the three datasets. Clustering analysis was carried out using
standard Seurat package procedures with a resolution at 1.2. The identified clusters were
then visualized using Uniform Manifold Approximation and Projection (UMAP) of the
principal components in Seurat.

2.5. Bioinformatic Analysis of Differential Expression Analysis and Trajectory Analysis

Signature genes were required to be expressed in >50% of cells within either of the
two cell groups and the changes in gene expression were >2-fold (log,FC > 1). Pathway
enrichment analysis examining the enriched processes in clusters was performed using
Ingenuity Pathway Analysis (IPA, Qiagen, Hilden, Germany) and Kyoto Encyclopedia of
Genes and Genomes (KEGG) pathway analysis. To uncover the pathway that is potentially
linked to the identified modules of analysis, trajectory analysis was performed by Monocle
2 (v2.22) [18,19].

2.6. Weighted Gene Co-Expression Network Analysis (WGCNA)

The accessible R package of hdAWGCNA (v0.1.1.9002) for scRNA-seq was used for co-
expression analysis (https:/ /github.com/smorabit/hdWGCNA, accessed on 9 June 2022) [20].
According to the manufacturer’s instructions, one-step network construction and module
detection was used; the module eigengene expression, adjacency matrix heat-map and
other related parameters/results were calculated and visualized.

2.7. Cell-Cell Communication

A database of known cytokine/chemokine receptor and ligand pairs was curated
using the combined information from CellTalkDB [21] (http:/ /tcm.zju.edu.cn/celltalkdb/,
accessed on 25 February 2022), CellPhoneDB [22] (https://www.cellphonedb.org/, ac-
cessed on 20 March 2022), CellChat (v1.1.1) (https:/ /github.com/sqjin/CellChat, accessed
on 20 June 2022) [23], and resources from previously published literature. This database
was then filtered for possible receptor-ligand interactions using the following criteria:
(1) each receptor or ligand should be expressed in at least 50% of the cells of an individual
cluster; (2) each pair should be expressed within the secretory and recipient cells.
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2.8. Neutrophil Isolation, Phenotype Analysis and Secretome Analysis

Murine neutrophils were isolated from the lungs of wild-type or MMTV-PyVT mice
at 12 weeks of age using the Mouse Neutrophil Isolation kit (Miltenyi Biotech) after lung
digestion as described above. The markers and arginase I were assessed using flow cytome-
try after specific antibody staining. The antibodies used in this study are listed in Table S29.
Fresh isolated lung neutrophils from mice were cultured for 48 h and the supernatants of
the neutrophils were then assessed using the Luminex (R&D system, Minneapolis, MN,
USA) and qRT-PCR. The primers used in this study are listed in Table 528.

2.9. Permeability and Transendothelial Migration

Human microvascular endothelial HULEC-5a cells (ATCC, CRL-3244) were cultured in
MCDB131 medium containing 10% FBS, 10 ng/mL epidermal growth factor (EGF), 1 pg/mL
hydrocortisone and 10 mM glutamine (ThermoFisher Scientific, Waltham, MA, USA). The
permeability of HULEC-5a cells was assessed using an in vitro Vascular Permeability
Assay kit (EMD Millipore, Burlington, MA, USA). Briefly, HULEC-5a cells were seeded
and then treated with various concentrations of S100A6 protein (R&D system) for 3 days
to confluence in inserts. FITC-Dextran solution was then added to the monolayer of
HULEC-5a cells and incubated for 1 h. The medium in the bottom well was collected and
the FITC-Dextran was measured (excitation at 485 nm, emission at 535nm). HULEC-5a
cells were seeded and grown to confluence in an insert (pore size: 1 um, EMD Millipore,
Burlington, MA, USA). Freshly isolated human neutrophils (5 x 10° cells) were added to
the inserts, and coculture was carried out for 12 h. The migratory neutrophils in the bottom
well were then counted.

2.10. CODEX Staining and Imaging of the Lungs of Mice

Barcode-conjugated antibody staining of tissue sections mounted on poly-lysine coated
cover slips was performed using a commercially available CODEX Staining kit [24] for FFPE
tissue using a commercial Akoya CODEX instrument (Akoya Biosciences, Marlborough,
MA, USA) with a Keyence BZ-X800 microscope plus Nikon PlanApo NA 0.75 objective.
Images were acquired at 20X magnification and filter cubes for TRITC (550), CY5 (647), and
CY7 (750) complementary fluorescent reporters and DAPI (Akoya Biosciences). Typical
images are 3 X 3 mm including acquisition of 5 Z-stack images. The images of specific cell
type and the quantitation were collected using the CODEX Processor software (version
1.30.0.12, Akoya Biosciences, Menlo Park, CA, USA). The antibodies used in this study are
listed in Table Sé6.

2.11. Statistical Analysis

Statistical analysis was performed using Prism version 9.2 (GraphPad Software, San
Diego, CA, USA). One-way analysis of variance was used to identify differences be-
tween two or more experimental groups, and Student’s unpaired ¢-tests were used where
comparisons were made between two treatment groups. All results are presented as
mean = standard error of the mean (SEM), and p values of <0.05 were considered statisti-
cally significant.

3. Results
3.1. Single-Cell Transcriptome Atlas in the Lung Pre-Metastatic Niche of Breast Cancer

In order to create a comprehensive cellular map of normal and lung PMN in breast
cancer, scRNA-seq analysis was implemented on the lung from wild-type and MMTV-PyVT
mice at 12 weeks, when there were no obvious tumor nodules in the lungs (Figure 1a).
We also isolated populations of Cd45" (immune cells) and Cd45™ (non-immune cells) cells
to capture the diverse cell populations presented in the lung (Figure 1b). All scRNA-
seq data were merged, normalized, batch-effect corrected and clustered to identify the
cell types (Figure Sla—c). The transcriptomes of 12,684 or 9965 cells obtained from three
fresh lungs of wild-type or MMTV-PyVT mice were profiled respectively then cells were
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clustered according to the Uniform Manifold Approximation and Projection (UMAP)
analysis, and these clusters were annotated based on established cell markers (Table S1). A
total of 11 clusters were annotated corresponding to five main cell populations: myeloid
cells (monocytes, macrophages, dendritic cells (DCs) and granulocytes), lymphoid cells
(B cells, T cells, natural killer (NK) cells and NKT cells), epithelial cells (Type I and Type II
alveolar epithelial cells, club cells and ciliated cells), endothelial cells (ECs) and stromal
cells (fibroblasts, fibromo/SMCs, mesothelial cells and satellite glial cells) (Figure 1c—e). It
was found that the numbers of granulocytes, monocytes and stromal cells were increased
in the lungs of MMTV-PyVT mice (Figure 1f,g).

3.2. Breast Cancer Alters the Immune Ecosystem of the Lung

Analysis of CD45* immune cells from the lungs of wild-type and MMTV-PyVT mice
with SingleR revealed eight distinct clusters with specific markers (Figure 2a). They were
defined as immune cell types, including B cells, DCs, granulocytes, macrophages, mono-
cytes, NK cells, NKT cells and T cells. The expression of classical markers for lymphoid
cells (Cd79a for B cells, Cd3e for T cells, Ncr1 for NK cells and Cd3e plus KirbIc for NKT
cells), monocytes (Csflr), macrophages (Mrc1), DCs (Cd209a) and granulocytes (Cxcr2) are
shown in the corresponding cell clusters (Figure 2b). By examining these cells in detail,
25 sub-clusters were annotated (Figure 2b,c), and to better understand the involvement of
monocytes/macrophages/DCs in the formation of lung PMNs, we classified seven subsets
of these myeloid cells, including plasmacytoid dendritic cells (pDCs), alveolar macrophages
(alv mo), intermediate mg, proliferative me, classical monocytes, intermediate monocytes
and non-classical monocytes (Figure S2a,b). The cell number of classical monocytes was
markedly increased whereas alv me and proliferative mo were decreased in the lungs of
MMTV-PyVT mice (Figure 2d). The increase in classical monocytes was also validated
by a CODEX-based staining (Figure 2e). Trajectory analysis showed a gradual transition
from the root non-classical monocytes state to the intermediate monocytes and then the
classical monocytes (Figure 2f and Table 52). WGCNA analysis, a method to identify
networks of connecting genes from transcriptomes [25], showed that M1 and M2 modules
were positively correlated with non-classical monocytes, whereas M4 module was strongly
correlated with classical monocytes (Figure 2g, Figures S3a—d and S4; Table S3). The gene
set of M4 module underwent KEGG analysis and revealed association with “immune
response trigger” (Figure 2g and Figure S5a,b; Tables 5S4 and S5). To investigate hub genes
contributing to non-classical and classical monocyte transition, we intersected the genes
of trajectory analysis and WGCNA (M1 and M4). The results revealed that Pltp, Tgm2,
Cd300e, Spn and Ace dropped markedly in cells as they transformed from non-classical
monocytes into classical monocytes, while C3, Fnl, Hp, Osm, S100a6, Ccr2, Capg and Vim,
were upregulated in cells as they transformed into classical monocytes (Figure 2h and
Figure S6a; Table S3). A comparison of the differentially expressed (DE) genes in classical
monocytes from the lungs of wild-type and MMTV-PyVT mice revealed that the expression
of inflammatory genes 510049, Slpi, Wfdc17 and Apoc2 was upregulated (log2(FC) > 1,
expression in >50% cells) in classical monocytes of the lungs of wild-type mice, whereas
the expression of Irf8 and Jun was downregulated (—log2(FC) < 1, expression in >50% cells)
(Figure S6b).

We next focused on the granulocytes and further characterized their potential biolog-
ical states. Following analysis of the granulocytes, we identified three distinct clusters,
basophils, neutrophils (Cxcr2*Ly6g*) and Cxcr2*Ly6g™ granulocytes with specific markers
(Figure 3a,b). The number of Cxcr2*Ly6g™ granulocytes and neutrophils was dramatically
increased in the lungs of MMTV-PyVT mice (Figure 3c). Trajectory analysis showed that
they began as Cxcr2*Ly6g™ granulocytes, and then progressed to a neutrophil population
followed by basophils (Figure S7a).
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Figure 1. Transcriptome atlas of the lung pre-metastatic niche in MMTV-PyVT mice with primary
breast cancer. (a) HE staining of lungs in wild-type and MMTV-PyVT mice. The lungs were collected
from wild-type and MMTV-PyVT mice with primary breast cancer at 9, 12 and 15 weeks of age
(n = 3). (b) Experimental flowchart. (c) Blueprint of the scRNA-seq of the lung. (d) Cell clusters of
the lungs of wild-type and MMTV-PyVT mice. UMAP representation of the lungs of wild-type and
MMTV-PyVT mice. (e) Markers of cell clusters. (f) Cell number of each cell cluster. (g) Pie chart for
the percentage of Cd45* and Cd45™ cells.
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Figure 2. Atlas of immune cells. (a) Blueprint of populations of lymphoid and myeloid cells.
(b) Immune cell (Cd45* cells) clusters from 10X Genomics scRNA-seq analysis visualized by UMAP.
(c) The specific biomarkers of each cell cluster. (d) The cell number of monocytes/macrophages/DCs.
(e) Increased cell number was found in the lungs of MMTV-PyVT mice by CODEX Multiplexed
Tissue Staining. The lungs of wild-type and MMTV-PyVT mice were collected and stained by CODEX
Multiplexed Tissue Staining. Classical monocytes (CD45* (yellow) CCR2* (red) CD11b* (green) cells)
are indicated by white arrows. The percentage of classical monocytes was indicated as a percentage
of total CD45" cells. Scale bars, 40 um. (f) Trajectory analysis of monocytes. The trajectory analysis
of single-cell data was performed using the Monocle 2 algorithm. (g) Analysis of WGCNA. The
sequence diagram is shown at the top of the image. The bottom of the figure showed the different
color gene modules and the number of bases they contained. (h) Genes contributing to the functional
differences in non-classical and classical monocytes.
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Figure 3. N2-type neutrophils identified in lung PMN. (a) Subpopulation of granulocytes.
(b) Biomarkers of granulocyte subpopulations. (c) The cell number for granulocyte subpopula-
tions. (d) UMAP analysis representing the distribution of N1- and N2-type neutrophils. (e) Violin
plot showing the expression of N1 and N2 markers in the neutrophils of wild-type and MMTV-PyVT
mice. (f) Weighted analysis of neutrophil phenotypes of wild-type and MMTV-PyVT mice. (g) Trajec-
tory analysis of N1- and N2-type neutrophils. (h) WGCNA analysis of neutrophils in the lungs of
wild-type and MMTV-PyVT mice. Each leaf (vertical line) in the dendrogram corresponded to a gene.
(i) KEGG pathway analysis of M4 module of the WGCNA analysis. (j) Genes that contributed to the
functional transition of N1- and N2-type neutrophils.

Previous studies indicated that neutrophil polarization influences the role they play in
the tumor microenvironment [26], so we then determined the phenotypes of the neutrophils,
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with results indicating that markers of N2-type neutrophils, such as Mmp9 and 5100a8/9
were increased, whereas N1 markers Ccl3, Fas and Cxcl3 were decreased in the neutrophils
of MMTV-PyVT mice (Figure 3d,e). WGCNA also showed that neutrophils from the
lungs of MMTV-PyVT mice exhibited a N2-type phenotype (Figure 3f). Screening was
performed for genes whose expression levels were correlated with N1- or N2-type by
N1-N2-type trajectory analysis. The analysis yielded 28 genes whose increased expression
levels were associated with N1-type and 25 genes whose expression levels were associated
with N2-type (Figure 3g and Figure S7b; Table S6). In addition, WGCNA analysis identified
10 modules of interest; M7 module had the most significant difference on the transition
of N1 to N2-type neutrophils (Figure 3h, Figures S8a—g and S9; Tables S7-512). After
analyzing the intersection of these two analysis databases, 14 genes were found to be
involved in the phenotypic switch between N1/N2 neutrophils. Our analysis revealed an
increased expression of transcription factor Ets2 and cytokine Ccl6 associated with the N1
phenotype, whereas increased expression of receptors (Anxal and Cd177) and secretory
factors (Mmp8, Mmp9, 5100a8, Lcn2, Lgals3, Ngp, Prdx5, Pglyrbl, Arhgdib and Ifitm6) were
associated with the N2-type phenotype (Figure 3i). Pathway analysis of M7 module showed
that metabolism, leukocyte migration and NET cascade were involved in the phenotypic
transition of neutrophils (Figure 3j and Figure S10a—d).

3.3. Breast Cancer Increased the Infiltration and Polarization of N2-Type Neutrophils in the Lung
PMN in MMTV-PyVT Mice

To determine whether N2-type neutrophils were recruited to the lung PMN in vivo,
we isolated neutrophils from the blood and lungs of wild-type and MMTV-PyVT mice
(Figure 4a). As shown in Figure 4b,c, the data showed the cell number of neutrophils
was no significant difference in both blood and lung at 7, 9, 10 and 12 weeks of age in
wild-type mice. The cell number of neutrophils showed no difference between the lungs of
wild-type and MMTV-PyVT mice at 7 weeks of age, suggesting that changes of neutrophils
was not due to PyVT oncoprotein non-specific expression. However, the cell number of
neutrophils increased in the blood and lungs of MMTV-PyVT mice at 9 to 12 weeks of
age (Figure 4c). Quantitative reverse transcription-polymerase chain reaction (qQRT-PCR)
revealed that expression of the N1 marker Ccl3 was decreased, whereas Argl, Mmp9 and
Icam1 were increased in neutrophils from the lungs of MMTV-PyVT mice (Figure 4d).
Phenotypic analysis of surface markers and the secretomes also revealed that infiltrated
neutrophils expressed the upregulated N2 markers arginase I (ARG1) and MMP9, whereas
the N1 markers TNFx and CCL3 were downregulated in the lungs of MMTV-PyVT mice
(Figure 4e-h). In addition, inflammatory and angiogenic factors, including S100A8 and
VEGEF were also increased in the lungs of cancer-bearing MMTV-PyVT mice, compared
with wild-type mice (Figure 4i,j). CODEX-based staining also showed that neutrophils
(CD45*Ly6g*) expressed S100A8/A9 (M7 module) proteins (Figure 4k). Collectively, these
data suggest that N2-type neutrophils predominantly accumulate in the lung PMN in
MMTV-PyVT mice.

3.4. Breast Cancer Alters the Transcriptome of ECs

By analyzing ECs (Pecam1*Cdh5"), we identified six distinct clusters: arterial ECs,
venous ECs, capillary type I (aerocytes), capillary type I, systemic venous and lymphatic
ECs (Figure 5a,b). Trajectory analysis revealed that the root was mainly populated by
capillary type I ECs, while the terminus of the three ECs was populated by lymphatic
ECs (Figure S11a). The cell number of arterial, lymphatic and systemic venous ECs was
increased, whereas capillary type I (aerocytes) showed slight decrease in the lungs of
MMVT-PyVT mice. The cell number of capillary type II ECs was not changed in the
lung PMN of mice (Figure 5¢c). A Venn diagram of the DE genes in altered EC clusters
revealed that two factors (S100a6 and mt-Nd4l) were upregulated with one gene (mt-Co3)
but downregulated in the ECs of lungs of MMTV-PyVT mice (Figure 5d and Figure S11b).
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Figure 4. The infiltration and phenotypes of neutrophils in the blood and lungs of MMTV-PyVT mice.
(a) The workflow of blood and lung neutrophil isolation. (b) The cell number of neutrophils in the
lungs of wild-type and MMTV-PyVT mice. (c) The cell number of neutrophils in the blood of wild-type
and MMTV-PyVT mice. (d) Expression of Arg1, Icam1, Mmp9 and Ccl3 in neutrophils, as determined
by qRT-PCR. The protein levels of (e) ARG, (f) MMP?9, (g) TNF«, (h) CCL3, (i) SI00A8 and (j) VEGF in
neutrophils of the lungs of mice (n = 7-11). The expression of arginase I on fresh isolated neutrophils
was assessed by flow cytometry. The levels of various soluble factors in the supernatant were
detected by a Luminex system after 24-h culture. *p < 0.05,**p < 0.01, ** p < 0.001, **p < 0.0001.
(k) N2-type neutrophils were found in the lungs of MMTV-PyVT mice. The lungs of wild-type and
MMTV-PyVT mice was collected and stained by CODEX-based multiplexed tissue staining. N2-type
neutrophils (CD45* (yellow) Ly6G™ (red) S100A8/A9* (green) cells) were indicated by the white
arrow. The percentage of N2-type neutrophil was indicated as a percentage of total CD45" cells. Scale
bars, 40 um.
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Figure 5. Detection of endothelial cell clusters in lungs of MMTV-PyVT mice. (a) Subpopulations
of ECs in the lungs of mice. (b) Biomarkers for the subpopulations of ECs. (c) The cell numbers for
each subpopulation of ECs. (d) Violin plots of differentially expressed genes in all EC subpopulations
in wild-type and MMTV-PVT mice. (e) Pathway analysis of the transcriptome of lymphatic ECs in
the lung. (f) WGCNA analysis of ECs in wild-type and MMTV-PyVT mice. The KEGG pathways of
M1 (g) and M2 (h) modules of WGCNA. (i) Proliferative lymphatic ECs were found in the lungs of
MMTV-PyVT mice. Tissue samples of the lungs of wild-type and MMTV-PyVT mice were collected
and stained by CODEX Multiplexed Tissue Staining. Proliferative lymphatic ECs (PROX1* (red)
Ki67* (green)) were indicated by white arrow. The percentage of proliferative lymphatic ECs were
indicated as a percentage of total CD31" cells. Scale bars, 40 pm.

The changes in the number of lymphatic ECs in the lungs of MMTV-PyVT mice
were determined with IPA analysis showing that 10 pathways were activated (Z-score > 2,
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p value < 0.05), including “PI3K signaling”, “NGF signaling”, “UVA-induced MAPK signal-

V7S

ing”, “GBM signaling”, “FLT3 signaling”, “Fatty acid $-oxidation”, “NDA signaling path-
way”, “Thrombin signaling”, “Wnt/calcium” and the “Endothelin-1 pathway” (Figure 5e
and Table S13). Nras and Pik3ca were involved in all signaling pathways (Figure Sl1c).
Moreover, WGCNA revealed that M1 and M2 modules were positively correlated with
lymphatic ECs and also contributed to changes in lymphatic ECs between wild-type and
MMTV-PyVT mice (Figure 5f, Figures S12a—c and S13; Table S14). The KEGG pathway
of hub genes of M1 module included “Protein digestion and absorption”, “ECM receptor
interaction”, “Focal adhesion”, “Complement and coagulation”, “AGE-RAGE pathway”,
“PI3K signaling” and “pathway in cancer” (Figure 5g and Table S15), while “Focal adhe-
sion”, “Tight junction”, “Cell adhesion molecules”, “Adhesion junction” and “AGE-RAGE”
pathways were involved in M2 module (Figure 5h and Table 516). CODEX-based staining
also showed that there was an increase in proliferative lymphatic ECs (PROX1*Ki67") in
the lungs of MMTV-PyVT mice (Figure 5i).

3.5. Breast Cancer Induces Remodeling in Murine Lung Stroma

To better understand the remodeling of stroma during lung PMN formation, we first
identified four clusters of lung stroma including fibroblasts/smooth muscle cells, peri-
cytes, mesothelial cells and satellite glial cells (Figure 6a). Three clusters of fibroblasts
were annotated as adventitia (adv) fibroblast, alveoli (alv) fibroblasts and fibromyo/SMCs
(Figure 6a,b). To gain further insights into the potential functions of these distinct fibrob-
last subsets, we compared their gene expression profiles between fibroblasts of lungs of
wild-type and MMTV-PyVT mice, with IPA analysis revealing that 14 pathways were
inhibited in alv fibroblasts from the lungs of MMTV-PyVT mice, and the top 5 pathways
were “Leukocyte extravasation”, “Cardiac hypertrophy signaling”, “Hepatic Fibrosis sig-
naling, “Phagosome formation” and “G-protein couple receptor signaling” (Figure 6¢ and
Table 517). Only the “Insulin secretion signaling pathway” was activated in the adv fibrob-
lasts in the lungs of MMTV-PyVT mice (Figure 6d and Table S18). WGCNA analysis showed
that M2 and M3 modules were negatively and positively associated with adv fibroblasts
from the lungs of MMTV-PyVT mice, respectively (Table 519). M4 and M5 Modules were
negatively associated with alv fibroblasts, whereas M1 module was positively associated
with myofibroblasts of the lungs of MMTV-PyVT mice (Figure 6e,f). The eigengene of
module expression across all single cells is presented in Figure S14a—e. The top 5 path-
ways of M2 module were “ECM-receptor interaction”, “Protein digestion and absorption”,
“Focal adherence”, “PI3K/AKT pathway” and “Cytokines-cytokines interaction”. In M3
module, “Cell adhesion molecules”, “Hematopoietic cell lineage”, “Pathway in cancer” and
“Rap1 signaling pathway” were the major signaling cascades, “Proteoglycans in cancer”,
“PIBK/AKT signaling pathway”, “Complement coagulation cascade” and “ECM-receptor
interaction” were involved in M4 module, while “Cholesterol metabolism”, “Glycolipid
metabolism”, “MAPK signaling pathway” and “PPAR signaling pathway” were the main
pathways in M5 module (Figure 6g—j and Figure S15; Table 520-523).

3.6. Multifaceted Cell-Cell Communication Networks in the Lung PMN of Mice

Our single-cell characterization of the lung PMN also allowed us to investigate poten-
tial interactions between cell compartments of the lung that may help to shape the lung
PMN of breast cancer. We assessed the DE ligand-receptor pairs within subtypes, focusing
on cell—cell interactions only presented in the lungs of MMTV-PyVT mice. Increased cross
talk of neutrophils with other immune cells in the lung PMN of MMTV-PyVT mice was
found, including with classical monocytes, alv macrophages and granulocytes, particularly
via the Anxal-Fprl axis. In addition, there was a relatively high level of interaction between
neutrophils and lung stromal cells, including capillary type I ECs, lymphatic ECs and alv
fibroblasts, by Lgals3, where integrin («3 and 1) and Mertk molecules were expressed in
the respective cells (Figure 7a and Table 524).
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Figure 6. Detection of stromal clusters in the lungs of MMTV-PyVT mice. (a) Subpopulation of
stromal cells (fibroblasts, pericytes, mesothelial cells and satellite glial cells) in the lungs of wild-type
and MMTV-PyVT mice. (b) Biomarkers of stromal cells. Pathway analysis of (c) alv fibroblasts
and (d) adv fibroblasts. (e) WGCNA of lung fibroblasts. (f) Correlation analysis between WGCNA
modules and the subpopulations of lung fibroblasts. KEGG pathways (g) M2, (h) M3, (i) M4 and
(j) M5 modules.
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Figure 7. Interaction of cell types in the lungs of MMTV-PyVT mice. (a) The interaction of neutrophils
with other cell types in the lungs of MMTV-Py VT mice. (b) Classical monocytes acted as secretary cells
in the lungs of MMTV-PyVT mice. (c) Elevated S100A6-mediated interactions of lymphatic ECs in
MMTV-PyVT mice. (d) SI00A6 contributed to the interactions between alv fibroblast with other type
cells. (e) Integrated critical network of cell—cell interactions in the lung PMN of MMTV-PyVT mice.
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Similar to the potential cross talk between neutrophils and other immune cells, we
identified possible interactions between classical monocyte-neutrophils/granulocytes by
Cfh-Itgam or classical monocyte-capillary type I ECs/alv fibroblasts by the Spli-plscr4 axis
in the lungs of MMTV-PyVT mice (Figure 7b). Lymphatic ECs also participated in the
modification of immune cells, and consistent with the aforementioned data, computational
analysis revealed that lymphatic ECs interacted with neutrophils via S100a6 through the
Anxa2 axis in the lung PMN of MMTV-PyVT mice. The Serpine2-Pleur axis was also involved
in the communication of lymphatic ECs with Cxcr2*Ly6g™ granulocytes, alv macrophages
and classical monocytes (Figure 7c) in the lung PMN of breast cancer.

We also found relatively high levels of interactions in the lungs of MMTV mice, com-
pared with that of wild-type mice. Interestingly, 5100a6 was the main mediator contributing
to the interaction of lymphatic ECs and alv macrophages with various recipient cells, in-
cluding capillary type I ECs and classical monocytes (Figure 7d and Table S25). In contrast
to the increased interactions, the cross talk between lymphatic ECs and classical mono-
cytes and alv macrophages via the Icam1-Integrin axis was decreased in the lung PMN of
MMTV-PyVT mice. Similarly, communications between granulocytes and lymphatic ECs,
alv macrophages and classical monocytes via Ccl3-based interactions were also reduced
(Figure S16a, Table S26). Moreover, some interactions between lymphatic and capillary type
I ECs in the lungs of wild-type mice were lost in the lungs of MMTV-PyVT mice, particularly
those via the Icam1-Itgav and Lrgl-Acvrll axis (Figure S16b and Table S27). The overview
of the intercellular networks that were upregulated (Figure 7e) and downregulated are
(Figure S6c¢) also shown.

3.7. The Role of S100A6 in EC Remodeling and Neutrophil Recruitment

The interaction of cells in the lungs of MMTV-PyVT mice was also validated by multi-
plex fluorescent staining. Neutrophils expressing higher levels of ANXA1 and LGALS3
were found in the lung PMN, but not in the lungs of wild-type mice (Figure S17a,b). More-
over, S100A6 expressing lymphatic ECs was surrounded by ANXA2 expressing N2-type
neutrophils, verifying lymphatic EC-neutrophil interaction (Figure 8a and Figure S18a);
additionally, the upregulation of S1I00A6 in vascular ECs was also observed in the lungs of
MMTV-PyVT mice (Figure 8b and Figure S18b).

Several types of cells expressed higher levels of SI00A6, which contributed to several
interactions between different cell types in the lung PMN (Figure 7 and Figure S19), so
functional assays of S100A6 in a cell model were further conducted. As shown in Figure 8ef,
S100A6 treatment decreased tight junctions VE-cadherin and ICAM1 expression and subse-
quently enhanced the permeability of human lung EC HULEC-5a (Figure 8c,d). SI00A6 not
only acted as a chemoattractant for neutrophil migration, but also stimulated neutrophil
transendothelial migration in both pre-treatment and simultaneous treatment models
(Figure 8e—g). Moreover, the transendothelial migration of neutrophils was increased in
5100A6-pretreated HULEC-5a cells, consistent with the result of S100A6 decreasing tight
junctions and increasing permeability of ECs (Figure 8h). These data showed that S100A6
mediated the remodeled endothelial cell and neutrophil recruitment in the lung PMN of
mice with breast cancer.
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Figure 8. The roles of S100A6 in the vascular permeability and neutrophil recruitment. (a) The
interaction between lymphatic ECs and N2-type neutrophils by SI00A6-Anxa2 axis. The percentage
of EC and neutrophil was indicated as a percentage of total CD31* cell and total CD45" cells, respec-
tively. (b) Upregulated S100A6 expression in different cell types in the lungs of MMTV-PyVT mice.
(c) S100A6 increased the vascular permeability of HULEC-5a. (d) SI00A6 decreased the expression of
tight junctions of HULEC-5a. (e) S100A6 cancer acted as a chemoattractant for migration. Neutrophils
(1 x 10° cells) were seeded in an insert and S100A6 protein added into the bottom. After 6 hr, the
migratory neutrophils were counted. (f) SI00A6 increased neutrophil transendothelial movement.
HULEC-5a cells were seeded in an insert to form confluent monolayer, neutrophils (1 x 10° cell) with
or without S100A6 protein were added into the inserts. (g) SI00A6 stimulated neutrophil migration.
Neutrophil (1 x 106 cell) were seeded in an insert (3 pm, 2.5 x 10° cells) and then treated with
S100A6 protein for 4 h after 12 h the migratory neutrophils were counted. (h) SI00A6 increased
transendothelial migration of neutrophils by changing ECs. HULEC-5a were seeded in an insert
(3 um, 2.5 x 10° cells) and then treated with S100A6 protein for 48 h. After washing, the inserts were
suspended in a 24-well plate and neutrophils (1 x 10° cell) were added into the inserts for 12 h and
migratory neutrophils were counted. (i) The proposed mechanism underlying the formation of the
lung PMN in breast cancer. *p < 0.05, **p < 0.01, *** p < 0.001.
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4. Discussion

Metastasis is a pivotal determinant of clinical outcomes in patients with breast can-
cer [27], and the establishment of a PMN is considered to be a critical rate-limiting step
during lung metastatic seeding in breast cancer [28,29]. In the current study, we demon-
strated the important contributions of lymphatic ECs and N2-type neutrophils in the
formation of the pulmonary PMN, and we elucidated the mechanisms underlying the
interactions between local stromal and immune cells. Our study revealed that prior to
metastasis, neutrophils have already been programmed to N2-type, as characterized by
the upregulation of immunosuppressive factors. SI00A6 can promote the recruitment of
neutrophils to PMN by increasing the permeability of ECs and stimulating neutrophil
movement, and with increased penetration of N2-type neutrophils, more circulating cancer
cells might survive due to the immunosuppressive microenvironment. Our study estab-
lished a mechanistic link between local ECs and neutrophils in the formation of a lung
PMN for breast cancer metastasis (Figure 8i).

Numerous previous studies have indicated that neutrophils accumulate in the tumor
microenvironment or metastatic niche to promote tumor metastasis [30,31], and that alveo-
lar ECs are able to recruit neutrophils by secreting CXCL1, CXCL2, CXCL5 and CXCL12
after tumor-derived exosomal RNA stimulation [32]. Mesenchymal stromal cells can recruit
neutrophils to the lung via C3 complement, and then stimulate NETosis in neutrophils [33].
Similar to the classification of M1/M2 macrophages, neutrophils are also divided into N1
and N2-types [34], with N2-type neutrophils being more similar to M2-type macrophages
because of their immunosuppressive function, while N1-type neutrophils are superior
at killing tumor cells [35-37]. N2-type neutrophils are now thought to contribute to the
pathophysiology of various cancer metastasis and to also be a critical component of the
PMN [26,38]. Our results showed that neutrophils infiltration in the lungs before metastasis
is a critical feature of PMN, and their N2-type phenotype programming exhibits their ability
to release several immunosuppressive factors including SI00A8 and MMP9. In addition,
NET-related genes, such as CD177 and LCN2, contributed to the phenotypic change of lung
neutrophils in MMTV-PyVT mice; this supports the recently described elevated infiltration
and activation of neutrophils, which contributes to various PMN formations and severe in-
flammatory pulmonary disorders [39-42]. In silico analysis of ligand-receptor interactions
have revealed that neutrophils possess high ability to remodel classical monocytes, alv
macrophages and alv fibroblasts, as well as ECs (capillary type I and lymphatic ECs), which
were thought to undergo reprogramming during PMN formation [43,44]. Importantly,
in vivo studies have indicated that neutrophils isolated from the lungs of MMTV-PyVT
mice supported the theory that neutrophils were programmed to the N2-type phenotype
and produced high levels of SI00A8, MMP9 and VEGEF, which were also demonstrated to
play a critical role in the formation of the PMN [45,46]. These data suggest that neutrophils
could be necessary for the early formation of lung PMNSs, and that they have a significant
influence on the immunity of the lung microenvironment in patients with breast cancer.
The polarization of neutrophil to N2 phenotype and functional characterization in the
blood of breast cancer patients could be further studied.

The involvement of the lung lymph system in the formation of PMNs in a specific
distant organ is largely unknown. However, lymphatics and lymphatic ECs undergo con-
spicuous changes in idiopathic pulmonary fibrosis and other fibrotic lung diseases [47,48].
Lymphangiogenesis in the lung is increased by dendritic cells via the prostaglandin E2
receptor EP3-COX axis [49]. TNBC-derived IL6 induces CCL5 expression in stromal lym-
phatic vessels of the lung and lymph nodes through STAT3-AP1 signaling, resulting in
tumor extravasation and colonization [50]. Our data, before lung metastasis in breast
cancer, showed that lymphatic ECs increased in number concurrent with the recruitment
of neutrophils in the lungs of mice. In silico analysis indicated that the PI3K signaling
pathway was triggered, which is a well-known pathway for increasing cell proliferation,
supported by the elevated levels of Ki67 in lung lymphatic ECs of MMTV-PyVT mice.
Moreover, several cell types, including lymphatic ECs, secreted high levels of S100A6,
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which interrupted the tight VE-cadherin junctions of ECs, resulting in an increased level of
transmembrane migration for neutrophils in our in vitro study. Our findings suggest that
5100A6 released from proliferative lymphatic ECs attracts neutrophils and might trigger
host pulmonary remodeling before lung metastasis of breast cancer.

The extensive information from scRNA-seq is a novel and powerful tool for providing
knowledge of oncology and improving clinical diagnostics as well as drug development.
Thus, the present study tried to find a novel mechanism and potential therapeutic markers
for lung metastasis in breast cancer. However, the limitations of the present study should
be noted. The first limitation of our study is the PMN change obtained from the lung of
transgenic mice who drive transgene expression is not specified in the mammary ducts
but also in several organs, including the lungs. Although we assessed the increase in
neutrophils in both blood and lung and the change occurred at 10 weeks, it did not occur
before 9 weeks, suggesting the enhancement and recruitment of neutrophil did not result
from an effect of the polyoma virus middle T antigen. However, there is a possibility that
the observed differences are certain to be due to the development of breast cancers in
these mice and not to the expression of the transgene in the murine lungs. Other PMN
features found in our study are required to be confirmed in the mice at different ages and
more spontaneous lung metastasis of animal models is needed to validate the results in
the results found in MMTV-PyVT transgene mice. Second, MMTV-PyVT breast cancer
mouse mimic the human disease, however, some oncogenes vary between the two species
and PyMT oncoprotein is not expressed in humans. Third, the DE gene in different cell
subpopulations was performed according to the criteria (such as fold change and read
counts). The results of pathway or functional analysis may be influenced by this subjective
methodology and some key pathogenic factors may be ignored. Finally, our results are
hard to reflect or prove by the lung PMN in humans due to ethical issues.

5. Conclusions

Our single-cell transcriptional analysis of the lungs of mice before breast cancer metas-
tasis provides an insightful framework for understanding the establishment of the PMN and
the cellular interaction patterns in the pulmonary environment. Mechanistically, lymphatic
endothelium-—neutrophil interactions, neutrophil N2-type phenotypic reprogramming and
5100A6 upregulation in various lung host cells, further support inflammation-associated
events which contribute to the formation of a lung PMN in mice with breast cancer. Collec-
tively, our findings may provide a promising path towards the development of molecules
targeted on neutrophils and lymphatic EC therapies for lung metastasis in breast cancer.

Supplementary Materials: The following supporting information can be downloaded at: https:
//www.mdpi.com/article/10.3390/cancers15010176/s1, Figure S1: Quality control of scRNA-seq,
Figure S2: The cell clusters of monocyte/macrophage and dendritic cells, Figure S3: WGCNA
analysis of different subsets of monocytes, Figure S4: Connective network of WGCNA modules
(M1 and M6 modules) for monocytes, Figure S5: KEGG pathways of (a) M1 and (b) M4 mod-
ules, Figure S6: Trajectory analysis of monocytes, Figure S7: Trajectory analysis of granulocytes,
Figure S8: WGCNA analysis of N1- and N2-type neutrophils, Figure S9: Connective network of mod-
ules for N1- and N2-type neutrophil WGCNA (M 1 to M10 modules) analysis, Figure S10: The KEGG
pathways of (a) M 4, (b) M 8, (c) M 5 and (d) M 10 modules, Figure S11: Trajectory analysis of ECs,
Figure S12: WGCNA analysis of lymphatic ECs, Figure S13: The networks of modules in lymphatic
endothelial cells, Figure S14: WGCNA analysis of stroma cells, Figure S15: The network of WCGNA
modules of stroma cells, Figure S16: Downregulated cell-cell interactions of the cell types of the
lungs, Figure S17: The secretions of Anax1 (a) and galectin-3 (LGALS3) (b) was found in the N2-type
neutrophils (CD45+Ly6g+S100A8/A9+) of the lung PMN, Figure 518: The interactions of ECs with
neutrophils, Figure 519: The enhanced levels of SI00A6 in several cell types of lungs in MMTV-PyVT
mice; Table S1: Cell markers, Table S2: Trajectory analysis of non-classical and classical monocytes,
Table S3: WGCNA of non-classical and classical monocytes, Table S4: KEGG pathways of M4 module
of monocytes, Table S5: KEGG pathways of M1 module of monocytes, Table S6: Trajectory analysis of
N1- and N2-type neutrophils, Table S7: WGCNA of N1- and N2-type neutrophils, Table S8: KEGG


https://www.mdpi.com/article/10.3390/cancers15010176/s1
https://www.mdpi.com/article/10.3390/cancers15010176/s1

Cancers 2023, 15,176 19 of 21

pathways of M4 module of N1- and N2-type neutrophils, Table S9: KEGG pathways of M5 module
of N1- and N2-type neutrophils, Table S10: KEGG pathways of M7 module of N1- and N2-type neu-
trophils, Table S11: KEGG pathways of M8 module of N1- and N2-type neutrophils, Table S12: KEGG
pathways of M10 module of N1- and N2-type neutrophil, Table S13: Canonical pathways of lym-
phatic ECs assessed by IPA, Table S14: WGCNA of ECs, Table S15: KEGG pathways of M1 module
of lymphatic ECs, Table S16: KEGG pathways of M2 module of lymphatic ECs, Table S17: IPA anal-
ysis of alv fibroblasts, Table S18: IPA analysis of adv fibroblasts, Table S19: WCGNA of fibroblasts,
Table S20: KEGG pathways of M2 module of fibroblasts, Table S21: KEGG pathways of M3 module
of fibroblasts, Table S22: KEGG pathways of M4 module of fibroblasts, Table S23: KEGG pathways of
M5 module of fibroblasts, Table S24: Cell-cell interactions only in the lungs of MMTV-PyVT mice,
Table S25: Elevated cell-cell interactions in the lungs of MMTV-PyVT mice, Table S26: Reduced
cell-cell interactions in the lungs of MMTV-PyVT mice, Table S27: Loss of cell-cell interactions in the
lungs of MMTV-PyVT mice, Table S28: The primers used in this study, Table S29: The antibodies used
in study.

Author Contributions: Conceptualization, Y.-L.H. and E.-M.T.; methodology, Y.-C.H. and Y.-Y.W.; in-
vestigation, C.-Y.C. and H.-C.L.; writing—original draft, Y.-L.H., Y.-M.T. and K.-L.W.; writing—review
and editing, all authors; funding acquisition, Y.-L.H. and Y.-M.T. resources, C.-Y.C.; supervision,
Y.-L.H. and E.-M.T. All authors have read and agreed to the published version of the manuscript.

Funding: Y.-L.H. is supported by grants from the Ministry of Science and Technology (MOST 111-
2320-B-037-012-MY3; 108-2320-B-037-024-MY3) and the Kaohsiung Medical University Funding
(KMU-DK(B)111003-1; KMU-TC109A03-4).

Institutional Review Board Statement: The study was conducted in accordance with the Declaration
of Helsinki, and approved by the Institutional Review Board of Kaohsiung Medical University
Hospital (KMUHIRB-E(I)-20210329). The animals used were approved by the KMU Animal Care and
Use Committee (KMU—109076 and KMU-110096).

Data Availability Statement: The data that support the findings of this study are available from the
corresponding author upon reasonable request.

Acknowledgments: The authors thank the Center for Research Resources and Development in
Kaohsiung Medical University for the assistance in Akoya CODEX and 10X chromium instruments.
We also thank Ching-Kai Chuang for providing technical support.

Conflicts of Interest: The authors declare no conflict of interest.

References

1.  Siegel, R.L.; Miller, K.D.; Jemal, A. Cancer statistics, 2022. CA A Cancer ]. Clin. 2022, 72, 7-33. [CrossRef] [PubMed]

2. Lei, S; Zheng, R,; Zhang, S.; Wang, S.; Chen, R.; Sun, K.; Zeng, H.; Zhou, J.; Wei, W. Global patterns of breast cancer incidence and
mortality: A population-based cancer registry data analysis from 2000 to 2020. Cancer Commun. 2021, 41, 1183-1194. [CrossRef]
[PubMed]

3.  Kolak, A.; Kaminska, M.; Sygit, K.; Budny, A.; Surdyka, D.; Kukietka-Budny, B.; Burdan, F. Primary and secondary prevention of
breast cancer. Ann. Agric. Environ. Med. 2017, 24, 549-553. [CrossRef] [PubMed]

4. Wapnir, I.L.; Khan, A. Current Strategies for the Management of Locoregional Breast Cancer Recurrence. Oncology 2019, 33, 19-25.
[PubMed]

5. Yang, S.X.; Hewitt, S.M.; Yu, J. Locoregional tumor burden and risk of mortality in metastatic breast cancer. NPJ Precis. Oncol.
2022, 6, 22. [CrossRef] [PubMed]

6. Qi, M,; Xia, Y;; Wu, Y.; Zhang, Z.; Wang, X.; Lu, L.; Dai, C.; Song, Y.; Xu, K; Ji, W,; et al. Lin28B-high breast cancer cells promote
immune suppression in the lung pre-metastatic niche via exosomes and support cancer progression. Nat. Commun. 2022, 13, 897.
[CrossRef]

7. Hsu, Y.-L,; Yen, M.-C.; Chang, W.-A ; Tsai, P-H.; Pan, Y.-C.; Liao, S.-H.; Kuo, P-L. CXCL17-derived CD11b+Gr-1+ myeloid-derived
suppressor cells contribute to lung metastasis of breast cancer through platelet-derived growth factor-BB. Breast Cancer Res. 2019,
21, 23. [CrossRef]

8.  Tyagi, A,; Sharma, S.; Wu, K.; Wu, S.-Y; Xing, F; Liu, Y.; Zhao, D.; Deshpande, R.P.; D’Agostino, R.B., Jr.; Watabe, K. Nicotine
promotes breast cancer metastasis by stimulating N2 neutrophils and generating pre-metastatic niche in lung. Nat. Commun.
2021, 12, 474. [CrossRef]

9.  Urooj, T.; Wasim, B.; Mushtaq, S.; Shah, S.N.N.; Shah, M. Cancer Cell-derived Secretory Factors in Breast Cancer-associated Lung

Metastasis: Their Mechanism and Future Prospects. Curr. Cancer Drug Targets 2020, 20, 168-186. [CrossRef]


http://doi.org/10.3322/caac.21708
http://www.ncbi.nlm.nih.gov/pubmed/35020204
http://doi.org/10.1002/cac2.12207
http://www.ncbi.nlm.nih.gov/pubmed/34399040
http://doi.org/10.26444/aaem/75943
http://www.ncbi.nlm.nih.gov/pubmed/29284222
http://www.ncbi.nlm.nih.gov/pubmed/30731014
http://doi.org/10.1038/s41698-022-00265-9
http://www.ncbi.nlm.nih.gov/pubmed/35383277
http://doi.org/10.1038/s41467-022-28438-x
http://doi.org/10.1186/s13058-019-1114-3
http://doi.org/10.1038/s41467-020-20733-9
http://doi.org/10.2174/1568009620666191220151856

Cancers 2023, 15,176 20 of 21

10.

11.

12.

13.

14.

15.

16.

17.

18.

19.

20.

21.

22.

23.

24.

25.

26.

27.

28.
29.

30.

31.

32.

33.

34.

Morrissey, S.M.; Zhang, F.; Ding, C.; Montoya-Durango, D.E.; Hu, X,; Yang, C.; Wang, Z.; Yuan, E; Fox, M.; Zhang, H.-
G.; et al. Tumor-derived exosomes drive immunosuppressive macrophages in a pre-metastatic niche through glycolytic dominant
metabolic reprogramming. Cell Metab. 2021, 33, 2040-2058.e10. [CrossRef]

Wang, Z.; Yang, C.; Li, L.; Zhang, Z.; Pan, J.; Su, K.; Huang, J. CD62L(dim) Neutrophils Specifically Migrate to the Lung and
Participate in the Formation of the Pre-Metastatic Niche of Breast Cancer. Front. Oncol. 2020, 10, 540484. [CrossRef] [PubMed]
Brena, D.; Huang, M.-B.; Bond, V. Extracellular vesicle-mediated transport: Reprogramming a tumor microenvironment conducive
with breast cancer progression and metastasis. Transl. Oncol. 2022, 15, 101286. [CrossRef]

Wang, D.; Xiao, F; Feng, Z.; Li, M.; Kong, L.; Huang, L.; Wei, Y.; Li, H.; Liu, F.; Zhang, H.; et al. Sunitinib facilitates metastatic
breast cancer spreading by inducing endothelial cell senescence. Breast Cancer Res. 2020, 22, 103. [CrossRef] [PubMed]
Hoshino, A.; Costa-Silva, B.; Shen, T.-L.; Rodrigues, G.; Hashimoto, A.; Mark, M.T.; Molina, H.; Kohsaka, S.; Di Giannatale, A.;
Ceder, S.; et al. Tumour exosome integrins determine organotropic metastasis. Nature 2015, 527, 329-335. [CrossRef] [PubMed]
Cohn, R.L.; Gasek, N.S.; Kuchel, G.A.; Xu, M. The heterogeneity of cellular senescence: Insights at the single-cell level. Trends Cell
Biol. 2022, 33, 9-17. [CrossRef] [PubMed]

Travaglini, K.J.; Nabhan, A.N.; Penland, L.; Sinha, R.; Gillich, A.; Sit, R.V.; Chang, S.; Conley, S.D.; Mori, Y.; Seita, J.; et al. A
molecular cell atlas of the human lung from single-cell RNA sequencing. Nature 2020, 587, 619-625. [CrossRef]

Le Voyer, T.; Rouse, J.; Lu, Z,; Lifsted, T.; Williams, M.; Hunter, K.W. Three loci modify growth of a transgene-induced mammary
tumor: Suppression of proliferation associated with decreased microvessel density. Genomics 2001, 74, 253-261. [CrossRef]
Trapnell, C.; Cacchiarelli, D.; Grimsby, J.; Pokharel, P,; Li, S.; A Morse, M.; Lennon, N.J.; Livak, K.J.; Mikkelsen, T.S.; Rinn, J.L. The
dynamics and regulators of cell fate decisions are revealed by pseudotemporal ordering of single cells. Nat. Biotechnol. 2014, 32,
381-386. [CrossRef]

Qiu, X.; Hill, A.; Packer, J.; Lin, D.; Ma, Y.-A.; Trapnell, C. Single-cell nRNA quantification and differential analysis with Census.
Nat. Methods 2017, 14, 309-315. [CrossRef]

Morabito, S.; Miyoshi, E.; Michael, N.; Shahin, S.; Martini, A.C.; Head, E,; Silva, ]J.; Leavy, K.; Perez-Rosendahl, M.; Swarup, V.
Single-nucleus chromatin accessibility and transcriptomic characterization of Alzheimer’s disease. Nat. Genet. 2021, 53, 1143-1155.
[CrossRef]

Shao, X,; Liao, J.; Li, C.; Lu, X.; Cheng, J.; Fan, X. CellTalkDB: A manually curated database of ligand-receptor interactions in
humans and mice. Briefings Bioinform. 2022, 22, bbaa269. [CrossRef] [PubMed]

Garcia-Alonso, L.; Handfield, L.-F,; Roberts, K.; Nikolakopoulou, K.; Fernando, R.C.; Gardner, L.; Woodhams, B.; Arutyunyan, A,;
Polanski, K.; Hoo, R.; et al. Mapping the temporal and spatial dynamics of the human endometrium in vivo and in vitro. Nat.
Genet. 2021, 53, 1698-1711. [CrossRef] [PubMed]

Jin, S.; Guerrero-Juarez, C.F; Zhang, L.; Chang, I.; Ramos, R.; Kuan, C.-H.; Myung, P,; Plikus, M.V.; Nie, Q. Inference and analysis
of cell-cell communication using CellChat. Nat. Commun. 2021, 12, 1088. [CrossRef] [PubMed]

Schiirch, C.M.; Bhate, S.S.; Barlow, G.L.; Phillips, D.J.; Noti, L.; Zlobec, I.; Chu, P.; Black, S.; Demeter, J.; Mcllwain, D.R.; et al.
Coordinated Cellular Neighborhoods Orchestrate Antitumoral Immunity at the Colorectal Cancer Invasive Front. Cell 2020, 182,
1341-1359.e19. [CrossRef] [PubMed]

Langfelder, P.; Horvath, S. WGCNA: An R package for weighted correlation network analysis. BMC Bioinform. 2008, 9, 559.
[CrossRef]

Wu, M.; Ma, M; Tan, Z.; Zheng, H.; Liu, X. Neutrophil: A New Player in Metastatic Cancers. Front. Immunol. 2020, 11, 565165.
[CrossRef]

Ito, A.; Akama, Y.; Satoh-Takayama, N.; Saito, K.; Kato, T.; Kawamoto, E.; Shimaoka, M. Possible Metastatic Stage-Dependent
ILC2 Activation Induces Differential Functions of MDSCs through IL-13/IL-13R«1 Signaling during the Progression of Breast
Cancer Lung Metastasis. Cancers 2022, 14, 3267. [CrossRef]

Liu, Y.; Cao, X. Characteristics and Significance of the Pre-metastatic Niche. Cancer Cell 2016, 30, 668—681. [CrossRef]

Chen, H,; Liu, D.; Guo, L.; Cheng, X.; Guo, N.; Shi, M. Chronic psychological stress promotes lung metastatic colonization of
circulating breast cancer cells by decorating a pre-metastatic niche through activating 3-adrenergic signaling. J. Pathol. 2018, 244,
49-60. [CrossRef]

Tsai, Y.-M.; Wu, K.-L,; Liu, Y.-W.; Chang, W.-A.; Huang, Y.-C.; Chang, C.-Y.; Tsai, P-H.; Liao, S.-H.; Hung, J.-Y.; Hsu, Y.-L.
Cooperation Between Cancer and Fibroblasts in Vascular Mimicry and N2-Type Neutrophil Recruitment via Notch2-Jagged1
Interaction in Lung Cancer. Front. Oncol. 2021, 11, 696931. [CrossRef]

Zheng, Z.; Xu, Y.; Shi, Y.; Shao, C. Neutrophils in the tumor microenvironment and their functional modulation by mesenchymal
stromal cells. Cell. Immunol. 2022, 379, 104576. [CrossRef] [PubMed]

Liu, Y; Gu, Y;; Han, Y,; Zhang, Q.; Jiang, Z.; Zhang, X.; Huang, B.; Xu, X.; Zheng, J.; Cao, X. Tumor Exosomal RNAs Promote Lung
Pre-metastatic Niche Formation by Activating Alveolar Epithelial TLR3 to Recruit Neutrophils. Cancer Cell 2016, 30, 243-256.
[CrossRef] [PubMed]

Zheng, Z.; Li, Y.-N,; Jia, S.; Zhu, M.; Cao, L.; Tao, M,; Jiang, J.; Zhan, S.; Chen, Y.; Gao, P-J; et al. Lung mesenchymal stromal cells
influenced by Th2 cytokines mobilize neutrophils and facilitate metastasis by producing complement C3. Nat. Commun. 2021,
12, 6202. [CrossRef] [PubMed]

Szulc-Kielbik, I.; Klink, M. Polymorphonuclear Neutrophils and Tumors: Friend or Foe? Exp. Suppl. 2022, 113, 141-167.


http://doi.org/10.1016/j.cmet.2021.09.002
http://doi.org/10.3389/fonc.2020.540484
http://www.ncbi.nlm.nih.gov/pubmed/33178575
http://doi.org/10.1016/j.tranon.2021.101286
http://doi.org/10.1186/s13058-020-01346-y
http://www.ncbi.nlm.nih.gov/pubmed/32993785
http://doi.org/10.1038/nature15756
http://www.ncbi.nlm.nih.gov/pubmed/26524530
http://doi.org/10.1016/j.tcb.2022.04.011
http://www.ncbi.nlm.nih.gov/pubmed/35599179
http://doi.org/10.1038/s41586-020-2922-4
http://doi.org/10.1006/geno.2001.6562
http://doi.org/10.1038/nbt.2859
http://doi.org/10.1038/nmeth.4150
http://doi.org/10.1038/s41588-021-00894-z
http://doi.org/10.1093/bib/bbaa269
http://www.ncbi.nlm.nih.gov/pubmed/33147626
http://doi.org/10.1038/s41588-021-00972-2
http://www.ncbi.nlm.nih.gov/pubmed/34857954
http://doi.org/10.1038/s41467-021-21246-9
http://www.ncbi.nlm.nih.gov/pubmed/33597522
http://doi.org/10.1016/j.cell.2020.07.005
http://www.ncbi.nlm.nih.gov/pubmed/32763154
http://doi.org/10.1186/1471-2105-9-559
http://doi.org/10.3389/fimmu.2020.565165
http://doi.org/10.3390/cancers14133267
http://doi.org/10.1016/j.ccell.2016.09.011
http://doi.org/10.1002/path.4988
http://doi.org/10.3389/fonc.2021.696931
http://doi.org/10.1016/j.cellimm.2022.104576
http://www.ncbi.nlm.nih.gov/pubmed/35797932
http://doi.org/10.1016/j.ccell.2016.06.021
http://www.ncbi.nlm.nih.gov/pubmed/27505671
http://doi.org/10.1038/s41467-021-26460-z
http://www.ncbi.nlm.nih.gov/pubmed/34707103

Cancers 2023, 15,176 21 of 21

35.

36.

37.

38.

39.

40.

41.

42.

43.

44.

45.

46.

47.

48.

49.

50.

Wang, X.; Qiu, L.; Li, Z.; Wang, X.-Y.; Yi, H. Understanding the Multifaceted Role of Neutrophils in Cancer and Autoimmune
Diseases. Front. Immunol. 2018, 9, 2456. [CrossRef]

Giese, M.A.; Hind, L.E.; Huttenlocher, A. Neutrophil plasticity in the tumor microenvironment. Blood 2019, 133, 2159-2167.
[CrossRef]

Andzinski, L.; Kasnitz, N.; Stahnke, S.; Wu, C.E; Gereke, M.; von Kockritz-Blickwede, M.; Jablonska, J. Type I IFNs induce
anti-tumor polarization of tumor associated neutrophils in mice and human. Int. J. Cancer 2016, 138, 1982-1993.

Wu, C.-F; Andzinski, L.; Kasnitz, N.; Kroger, A.; Klawonn, F; Lienenklaus, S.; Weiss, S.; Jablonska, J. The lack of type I interferon
induces neutrophil-mediated pre-metastatic niche formation in the mouse lung. Int. J. Cancer 2015, 137, 837-847. [CrossRef]
Yoneyama, T.; Maeda, A.M.; Kogata, S.; Toyama, C.; Lo, P.-C.; Masahata, K.M.; Kamiyama, M.M.; Haneda, T.M.; Okamatu, C.B,;
Eguchi, HM.; et al. The Regulation of Neutrophil Extracellular Trap—induced Tissue Damage by Human CD177. Transplant.
Direct 2021, 7, €734. [CrossRef]

Lévy, Y.; Wiedemann, A.; Hejblum, B.P,; Durand, M.; Lefebvre, C.; Surénaud, M.; French COVID Cohort Study Group. CD177, a
specific marker of neutrophil activation, is associated with coronavirus disease 2019 severity and death. iScience 2021, 7, 102711.
Huang, Z.; Li, H,; Liu, S.; Cao, B. Identification of Neutrophil-Related Factor LCN2 for Predicting Severity of Patients With
Influenza A Virus and SARS-CoV-2 Infection. Front. Microbiol. 2022, 13, 854172. [CrossRef] [PubMed]

Li, H,; Feng, D.; Cai, Y.; Liu, Y.; Xu, M.; Xiang, X.; Zhou, Z.; Xia, Q.; Kaplan, M.].; Kong, X.; et al. Hepatocytes and neutrophils
cooperatively suppress bacterial infection by differentially regulating lipocalin-2 and neutrophil extracellular traps. Hepatology
2018, 68, 1604-1620. [CrossRef] [PubMed]

Gui, J.; Zahedi, E; Ortiz, A.; Cho, C.; Katlinski, K.V.; Alicea-Torres, K.; Li, J.; Todd, L.; Zhang, H.; Beiting, D.P.; et al. Activation of
p38a stress-activated protein kinase drives the formation of the pre-metastatic niche in the lungs. Nat. Cancer 2020, 1, 603-619.
[CrossRef] [PubMed]

Shang, C.; Sun, Y.; Wang, Y.; Shi, H.; Han, X.; Mo, Y.; Wang, D.; Ke, Y.; Zeng, X. CXCL10 conditions alveolar macrophages within
the premetastatic niche to promote metastasis. Cancer Lett. 2022, 537, 215667. [CrossRef] [PubMed]

Zhang, J.; Han, X.; Shi, H.; Gao, Y.; Qiao, X; Li, H.; Wei, M.; Zeng, X. Lung resided monocytic myeloid-derived suppressor cells
contribute to premetastatic niche formation by enhancing MMP-9 expression. Mol. Cell. Probes 2020, 50, 101498. [CrossRef]
Eisenblaetter, M.; Flores-Borja, F.; Lee, ].J.; Wefers, C.; Smith, H.; Hueting, R.; Ng, T. Visualization of Tumor-Immune Interaction—
Target-Specific Imaging of SI00A8/A9 Reveals Pre-Metastatic Niche Establishment. Theranostics 2017, 7, 2392-2401. [CrossRef]
El-Chemaly, S.; Malide, D.; Zudaire, E.; Ikeda, Y.; Weinberg, B.A.; Pacheco-Rodriguez, G.; Rosas, 1.O.; Aparicio, M.; Ren, P;
MacDonald, S.D.; et al. Abnormal lymphangiogenesis in idiopathic pulmonary fibrosis with insights into cellular and molecular
mechanisms. Proc. Natl. Acad. Sci. USA 2009, 106, 3958-3963. [CrossRef]

Ebina, M. Pathognomonic remodeling of blood and lymphatic capillaries in idiopathic pulmonary fibrosis. Respir. Investig. 2017,
55,2-9. [CrossRef]

Ogawa, F.; Amano, H.; Eshima, K ; Ito, Y,; Matsui, Y.; Hosono, K.; Kitasato, H.; Iyoda, A.; Iwabuchi, K.; Kumagai, Y.; et al.
Prostanoid induces premetastatic niche in regional lymph nodes. J. Clin. Investig. 2014, 124, 4882-4894. [CrossRef]

Lee, E; Fertig, E.; Jin, K,; Sukumar, S.; Pandey, N.B.; Popel, A.S. Breast cancer cells condition lymphatic endothelial cells within
pre-metastatic niches to promote metastasis. Nat. Commun. 2014, 5, 4715. [CrossRef]

Disclaimer/Publisher’s Note: The statements, opinions and data contained in all publications are solely those of the individual
author(s) and contributor(s) and not of MDPI and/or the editor(s). MDPI and/or the editor(s) disclaim responsibility for any injury to
people or property resulting from any ideas, methods, instructions or products referred to in the content.


http://doi.org/10.3389/fimmu.2018.02456
http://doi.org/10.1182/blood-2018-11-844548
http://doi.org/10.1002/ijc.29444
http://doi.org/10.1097/TXD.0000000000001175
http://doi.org/10.3389/fmicb.2022.854172
http://www.ncbi.nlm.nih.gov/pubmed/35495713
http://doi.org/10.1002/hep.29919
http://www.ncbi.nlm.nih.gov/pubmed/29633303
http://doi.org/10.1038/s43018-020-0064-0
http://www.ncbi.nlm.nih.gov/pubmed/34124690
http://doi.org/10.1016/j.canlet.2022.215667
http://www.ncbi.nlm.nih.gov/pubmed/35398531
http://doi.org/10.1016/j.mcp.2019.101498
http://doi.org/10.7150/thno.17138
http://doi.org/10.1073/pnas.0813368106
http://doi.org/10.1016/j.resinv.2016.08.005
http://doi.org/10.1172/JCI73530
http://doi.org/10.1038/ncomms5715

	Introduction 
	Materials and Methods 
	Experimental Animals 
	Lung Tissue Dissociation and CD45+/CD45- Cell Separation 
	scRNA-seq Library Preparation and Sequencing 
	Data Quality Control, Integration and Clustering 
	Bioinformatic Analysis of Differential Expression Analysis and Trajectory Analysis 
	Weighted Gene Co-Expression Network Analysis (WGCNA) 
	Cell–Cell Communication 
	Neutrophil Isolation, Phenotype Analysis and Secretome Analysis 
	Permeability and Transendothelial Migration 
	CODEX Staining and Imaging of the Lungs of Mice 
	Statistical Analysis 

	Results 
	Single-Cell Transcriptome Atlas in the Lung Pre-Metastatic Niche of Breast Cancer 
	Breast Cancer Alters the Immune Ecosystem of the Lung 
	Breast Cancer Increased the Infiltration and Polarization of N2-Type Neutrophils in the Lung PMN in MMTV-PyVT Mice 
	Breast Cancer Alters the Transcriptome of ECs 
	Breast Cancer Induces Remodeling in Murine Lung Stroma 
	Multifaceted Cell–Cell Communication Networks in the Lung PMN of Mice 
	The Role of S100A6 in EC Remodeling and Neutrophil Recruitment 

	Discussion 
	Conclusions 
	References

