remote sensin N
%‘ g @:\Py

Article

Focusing High-Squint Synthetic Aperture Radar Data
Based on Factorized Back-Projection and Precise
Spectrum Fusion

Lei Ran !, Zheng Liu *, Rong Xie ! and Lei Zhang >

1 National Lab of Radar Signal Processing, Xidian University, Xi’an 710071, China; rl@xidian.edu.cn (L.R.);
rxie@mail.xidian.edu.cn (R.X.)

School of Electronics and Communication Engineering, Sun Yat-Sen University, Guangzhou 510275, China;
zhanglei57@mail.sysu.edu.cn

*  Correspondence: lz@xidian.edu.cn

check for
Received: 1 November 2019; Accepted: 2 December 2019; Published: 4 December 2019 updates

Abstract: This paper presents a microwave imaging algorithm for high-squint airborne synthetic aperture
radar (SAR), which combines back-projection and spectrum fusion together. Two spectrum center
functions are proposed for linear and nonlinear trajectories respectively, which are the main contributions
of this paper, and not considered in conventional work for high-squint SAR. For linear trajectory,
the whole aperture data is first divided into sub-apertures with equal length, and the sub-aperture
data is backprojected to a unified polar coordinate to generate multiple low-resolution sub-images.
Then, these sub-images are corrected by an accurate spectrum center function, which is caused by
the presence of squint angle. After spectrum center correction, spectrums of these sub-images can be
coherently connected in cross-range wavenumber domain, generating the whole aperture spectrum.
Next, the full-resolution image can be obtained by cross-range Fourier transform. For nonlinear trajectory,
the deviations introduce extra spectrum shift, which degrades the focusing performance. Another
spectrum center function is proposed according to angular-variant motion-error model, which helps
to perform precise spectrum fusion. The proposed imaging algorithm is called high-squint accelerated
factorized back-projection (HS-AFBP), and it helps to improve the focusing precision. Both the simulation
and real data experiments validate the effectiveness of the proposed HS-AFBP algorithm.

Keywords: high-squint SAR; back-projection; spectrum fusion; spectrum center correction; motion error

1. Introduction

Synthetic aperture radar (SAR) plays an important role in remote sensing, surveillance, and
reconnaissance tasks, due to its all-weather and all-time working capability [1]. As a flexible and potential
imaging mode, high-squint SAR usually has a squint angle larger than 50°, which supports forward-looking
observation and provides detailed ground texture and target signatures [2—4]. Therefore, high-squint SAR
has gained increased attention in recent years.

For high-squint SAR imaging, precision and efficiency are two important factors when the imaging
algorithm is established. The precision is limited by the coupling effect between range and cross-range
dimensions, which is more severe than broadside mode [1,5]. The coupling effect causes space-variant
range cell migration (RCM) and phase terms [6,7], which brings a great challenge for the design of imaging
method. The efficiency is determined by the number of mathematical calculations during the imaging
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chain for the same dataset, such as multiplication, addition, Fourier transform (FT), and interpolation.
Considering both precision and efficiency, various imaging algorithms have been proposed in recent
decades with the development of SAR technique. Generally, these algorithms in the literature can be
divided into two categories: frequency- and time-domain imaging.

In frequency-domain methods, the coupling effect is resolved, and the dataset can be focused on in
each dimension separately. FT is widely used to decrease the computation burden of the imaging procedure.
One typical method in frequency-domain category is the range-Doppler algorithm (RDA) [1], which is
more suitable for broadside or low-squint mode. RDA approximates the echoed signal function by Taylor
series, two orders for broadside or three orders for low-squint mode, for instance. Such approximation
is not accurate enough for high-squint SAR, because RDA does not take the cross-range-variant range
cell migration and phase term into consideration. As an improvement, chirp scaling algorithm (CSA) is
proposed to eliminate the range-variant RCM [8]. Many extensions of CSA are also proposed to remove the
cross-range-variant phase terms in high-squint SAR by using different chirp scaling kernels [4,9]. The chirp
scaling kernel usually involves high-order Taylor series, which is sensitive to SAR parameters, such as
squint angle, bandwidth, aperture length, and so on. Moreover, motion error degrades the chirp scaling
effect since the chirp scaling function is analyzed based on ideal linear synthetic aperture. Therefore,
CSA and its extensions are still not recommended for high-squint SAR imaging. The Omega-K algorithm
uses Stolt mapping to resolve the coupling effect between range and cross-range wavenumber [10-14].
Omega-K does not involve mathematical approximation and outperforms CSA in high-squint SAR.
However, Omega-K is very sensitive to motion error. Our previous work [14] demonstrates that the
presence of phase error causes unexpected RCM error, which challenges the autofocusing performance.
Such motion-related sensitivity limits the practical application of Omega-K algorithm in high-squint
mode. Polar format algorithm (PFA) adopts far-field assumption and results in space-variant errors
in large scene [15]. It should be noticed that PFA also encounters the problem of sensitivity to motion
error [16], which hardly guarantees the focusing performance for online processing. In conclusion,
the frequency-domain imaging algorithm has many limitations in high-squint SAR system.

Another category is the time-domain imaging algorithm. Time-domain imaging algorithm usually
performs point-to-point back-projection operation, which can accurately resolve the coupling effect and
maintain high precision [17-25]. Global back-projection (GBP) algorithm interpolates the range-compressed
echo to the desired image grids in Cartesian or polar coordinate [18-22]. As many interpolations and
additions are involved, GBP is not suitable for wide-swath reconstruction. To balance the efficiency and
precision, fast BP (FBP) and fast factorized BP (FFBP) are proposed respectively in [23,24], which extend
the beamforming from one stage in GBP to multiple stages. Both FBP and FFBP involve 2-D interpolations
to fuse the low-resolution sub-images. An unexpected drawback is that the 2-D interpolation error is
accumulated in each beamforming stage. In the meanwhile, data address should be jumped for reading
and writing in the digital signal processor, which dramatically ruins the efficiency. In our previous work,
an adaptive FFBP algorithm is proposed to reconstruct the region of interest [5]. The super-pixel detection
technique is integrated into the adaptive FFBP chain to retain the target pixels and reject the clutter ones.
Adaptive FFBP is suitable for sparse scene imaging, such as ships in open sea and buildings in wide land.
It should be pointed that adaptive FFBP increases the imaging efficiency, but at the expense of scene size.
Accelerated factorized back-projection (AFBP) algorithm is proposed to further improve the efficiency and
precision [25]. AFBP performs beamforming in the unified polar coordinate in the first stage, and fuses
the sub-image in wavenumber domain, which avoids the 2-D interpolation error in FFBP and reduces the
computation burden by using FT. However, AFBP is suitable for broadside mode, and it fails to correct the
sub-image spectrum center accurately in high-squint SAR. Moreover, AFBP cannot deal with the nonlinear
trajectory, which limits its practical application in SAR field.
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This paper proposes a high-squint AFBP (HS-AFBP) algorithm, which can be seen as an extension of
AFBP in [25]. Two improvements are presented in our work, aiming to achieve accurate sub-image spectrum
fusion. After projecting the range-compressed data into the unified polar coordinate, the wavenumber
spectrum of individual sub-image can be obtained by inverse FT in the sub-image angular dimension. Then
the wavenumber spectrum center is compensated by an accurate correction function, including both linear
and nonlinear center components, to eliminate spectrum folding. The nonlinear center component is
determined by the sub-aperture position and squint angle, which is the key for precise high-squint SAR
focusing. After sub-image spectrum center correction, the unfolded sub-image spectrum is ready to be
fused coherently to output the whole aperture spectrum. The high-resolution image can be generated by
angular FT finally. The HS-AFBP can also deal with nonlinear trajectory, where the trajectory disturbance
is viewed as motion error. The motion error can be compensated pixel by pixel in the sub-image BP
stage, but the sub-image spectrum center should be further corrected. A motion-error-induced sub-image
spectrum center shift is corrected according to the angular-variant error model. These two sub-image
spectrum center correction functions are the main contributions of HS-AFBP, which guarantee the precise
fusion of sub-images and the generation of full-resolution image.

The rest of this paper is organized as follows. The signal model of high-squint SAR is introduced in
Section 2. The basic AFBP algorithm is reviewed and its problem for high-squint SAR will be discussed
in Section 3. The HS-AFBP is proposed in Section 4 with emphasis on two novel sub-image spectrum
correction functions. Simulation and real data experiments are given in Section 5. In addition, this paper is
concluded in Section 6.

2. Signal Model

Figure 1 shows the geometry of high-squint SAR, where the aircraft carrying SAR system flies along
the linear trajectory in XZ plane and parallel to X-axis, generating a synthetic aperture with length L.
The radar position is denoted by (X, 0, H), where H is the flying height. Suppose that target P locates at
the illumination area and is indexed by polar coordinate (rp, 6,,), where the origin of polar coordinate
locates at the synthetic aperture center, r, is the slant range from origin to target P, and 6, denotes the
squint angle. Then the instantaneous range from radar to target P can be expressed by

R(X;7p,0y) = /73 + X2 =21, - X - sinf), (1)

For simplicity, let &), = sin 6, then Equation (1) can be rewritten by

R (X;rp,ap) = \/r2+X2 2rp- X - ap (2)

Suppose that a linear frequency modulated signal s (1) = rect (t/T,) - exp [j27 (feT + 7%/2)] is
transmitted at a fixed pulse repetition frequency (PRF). Symbol 7 is the fast time, T), denotes the pulse
width, f; represents the carrier frequency, and -y corresponds to the chirp rate. Rectangular window
1 (|71 <Tp/2)
0 (7| >Ty/2)
removing the carrier frequency, the echoed signal can be written as

function is defined as rect (7/T,) = { , where | - | means the absolute value. After

’)/(TAt)2> 3)

sr (T, X) = wy (T) - wq (X) - exp []271 (—cht + 5
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where At = 2R (X;rp,ap) /c is the time delay, and c is the speed of light. Functions w, (T) = rect (T}—ft)
and w, (X) = rect (%) are the windows in range and along-track dimensions, separately. The scattering

amplitude of target P is normalized as 1 for simplicity. After range compression [26], the signal is given by

src (T, X) = w, (X) -sinc [WT,, (‘L’ - W)] cexp [—jKieR (X;7p,ap)] )

where K, = 47f, /c is the range wavenumber center. Based on the range-compressed signal, time-domain
imaging algorithms start to work. Before we introduce the proposed HS-AFBP, a brief review of current
AFBP algorithm is presented in next section.

Figure 1. High-squint SAR geometry.
3. Review of AFBP

AFBP uses unified polar coordinate and wavenumber spectrum fusion to achieve high-efficiency and
high-precision for SAR focusing, which is first proposed in [25]. The range-compressed data is first divided
into sub-apertures with equal length | = L/ Ng,;, where Ng,; is the number of sub-apertures. A unified
polar coordinate (7, &) is constructed at the aperture center, as shown in Figure 2. In contrast to the finer
grid in GBP, the unified polar coordinate has coarse angular interval, which is determined by sub-aperture
length [23,24]

where Apin denotes the minimum wavelength.

For sub-aperture BD, the range-compressed data is interpolated (16 times up-sampling in range
frequency domain in this paper) and accumulated according to Equation (2), generating Nj,;, sub-images
in the unified polar coordinate.
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Figure 2. Sub-aperture division and unified polar coordinate construction.

To derive the wavenumber spectrum properties of the sub-image, the impulse response function
(IRF) is deduced in the following. The energy of a certain target P located at (rp, ;) is mainly determined
by its neighboring region in angular dimension. So the amplitude of IRF for target P is the integration
of src (T, t) along the range history R (f,,;7p, ) in sub-aperture duration. The IRF of target P in the uth
sub-image is expressed by

1/2+xy
(r, o —/ Sre (T, tm) - exp [jKrcR (X;7p,a)] dX (6)
1/24xy

where X € [-1/2,1/2) + xy, x, is the sub-aperture center. Substituting s (7, t,) in Equation (4) into
Equation (6), and ignoring the scattering amplitude, the IRF can be simplified as follows

l/2+Xu
ra) = / exp [—jKeAR(X; 7, 0)] dX @
1/24xy,

where AR(X;r, ) denotes the difference between R (X;rp,a;) and R (X; 7, «). To derive the analytical
expression of IRF, AR(X;r, a) is extended into second-order Tayler series as follows

AR (X;rp,vé) =R (X;Tp/“p) —-R (X; rr"“)

= \/r% + X2 - 2Xrpap — \/r%, + X2 — 2Xrpu

:(a—ap)-X+<()é22_1j%)~X2+tf<X3> ®)
~(a—ap)-X
=Aa- (x4 xy)

where Aa = a — ap is the angular interval, X = x + x,, and x € [—1/2,1/2). ¢ (X3) is the high-order term
and has no effect on the IRE. In AFBP, the quadratic term is neglected. The corresponding approximation
of quadratic term in Equation (8) is well documented in reference [25], and is not retold in this paper. Such
approximation usually stands true for broadside SAR, but not for the high-squint case, which will be
explained in the next section.
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Based on the analysis above, the IRF can be further expressed by
1/2+4x,
Li(r,a) = / exp [—jKreAR(X; 1, )] dX
1/2+x,

I/2+xu
= / [—jKre - (x + xy) - Ax] dx )
1/2+Xu

l/2+XM
= / exp (—jKy - A — Ky, - A) dx
l/2+JCu

where K, and K, are the angular wavenumber spectrum shape and center, respectively

{ o (10)
Koy = Ky - xy
After variable replacement, the IRF is given by
AKy /24+Ka
(r,a) = / exp (—jKy - Ax — Ky - Aw) dK, (11)
AKy/2+Ku

where AK,; = Ky, - I is the wavenumber width. Obviously, there is a Fourier transform (FT) relationship
between K, and &, which yields the sinc shape of angular IRF. By applying inverse Fourier transform (IFT)
to sub-image IRF, we can get the sub-image wavenumber spectrum

AA/2+ A .
L(r k) = [ L) -exp (jKu) da )

Ky + K .
=rect (| ———— ) - exp [j (Ka + Kau) ap]
AK,

where A, is the angular center of the unified polar coordinate, and AA is the angular width of the unified
polar coordinate. The sub-image wavenumber spectrum is determined by the window in Equation (12),
and the target P is located at «) by applying FT to Equation (12) in turn.

Equation (12) indicates that the sub-image spectrum center is positioned by Ky, which has linear
relationship with sub-aperture center x,. In the same, sub-image spectrum shape and width depend on K,,
which also varies linearly with x. Since the aperture positions are continuous, the sub-image spectrums
can be connected without gaps. In AFBP, sub-image spectrums are corrected in the angular dimension
to the corresponding wavenumber center Ky, then connected coherently to form a full-aperture angular
wavenumber spectrum. At last, well-focused image can be obtained by applying FT to the full-aperture
angular wavenumber spectrum.

Compared to the standard FFBP, AFBP decreases the computation burden by avoiding 2-D interpolation
for sub-images fusion, and using FT for focusing. At the same time, AFBP has higher accuracy than FFBP,
since the 2-D interpolation error is accumulated in FFBP. Detailed experimental comparison between AFBP
and FFBP can be found in [25]. Considering the advantages mentioned above, AFBP is more preferred
than FFBP for airborne SAR. In AFBP, the sub-image spectrum center is the key for spectrum fusion
and focusing. However, the linear equation in Equation (10) is not accurate enough for high-squint SAR
focusing, which will be presented in next section.

4. The Proposed HS-AFBP Algorithm

In this section, sub-image spectrum center will be analyzed in two aspects: linear trajectory and
nonlinear trajectory. For linear trajectory, additional spectrum shift is induced by squint angle. In addition,
for nonlinear one, spectrum center component caused by motion error becomes non-negligible.
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4.1. Linear Trajectory
To derive the accurate IRF in high-squint SAR, Equation (8) is updated as follows
AR (X;rp,a) = R (X;rp,ap) — R (X;7p, )
= \/r% + X2 — 2Xrpap — \/r% + X2 — 2Xrpu
( 82 — o2

2r, J X4 ()

:(“7“P)'X+ (13)

< (o)) + B (30)

20px o Aw -«
zAw(l—i— P u)x—i—Aw (xu+pxu2)+P.x2
Tp Tp Tp

The last term in Equation (13) causes quadratic phase error in BP integration, which is expressed by

AlX'lXp 2
- X
Arp

Perror = 4 (14)

It is obvious that the phase error @er is related to angular resolution, squint angle and sub-aperture
length. If the phase error can be controlled smaller than 7t /4, it has no influence for focusing and can be
neglected. Substituting Ax = % (I is the sub-aperture length) and x = 1/2 into Equation (14), one can
get apl < 1y / 2. For typical airborne SAR parameters, such as #y = 60°,/ = 2 m, and r, = 10 km,
this condition can be easily satisfied. Therefore, the quadratic phase term can be neglected, and Equation
(13) is rewritten as

2
AR (X;rp,a) =~ A - <1 + lx:x”> X+ Aa - (xu + l:pxu2> (15)
p p

And the IRF can be further changed into
1/2+4x, 2
Iy(r,a) = / ) exp {—]VK,p (Aa- (1+ anu) x4 Aa- (xu—&—a—pxuz))} dx (16)
J=1/24x, p Tp
For clarify, the angular wavenumber variables now become

20X
Ka:K,C.<1+ﬂ)~x
Tp

14
Kay = K - (xu + lxu2)
Tp

17)

It is obvious that Equation (17) is quite different from Equation (10) in broadside mode. In Equation (17),
sub-image angular wavenumber K, is related to sub-aperture center and length, which means the
sub-image spectrum width varies from each other in high-squint mode, while all sub-images have
the same spectrum width in broadside mode. For sub-image spectrum center, K, becomes a quadratic
function of sub-aperture center x,, where the linear part is same as the broadside case in Equation (10),
but the quadratic component is an additional shift. The spectrum center K, increases with the squint
angle and aperture length, which means that the nonlinear part cannot be neglected for high-squint
and high-resolution imaging mode. Otherwise, spectrum gaps and overlaps will be induced during the
following fusion.

Based on Equation (17), the sub-image spectrum can be corrected to its true center, then fused
coherently to form a wide spectrum. After such fusion, angular FT can be applied to generate the final
high-resolution image.
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To clarify the precision of spectrum center in Equation (17), a simulation is presented in the following.
The radar and geometry parameters are listed in Table 1. One target which is not located at the scene
center is used to observe the corresponding sub-image wavenumber correction and fusion procedure.

Table 1. Simulated SAR parameters for linear trajectory.

Parameter Value
Operational band Ku
Operational range 10 km

Bandwidth 300 MHz

Squint angle 70°
Whole aperture length 409.6 m
Sub-aperture length 32m
Scene center (range, azimuth) (0,0) m

Target position (range, azimuth) (0,100) m

The whole aperture is divided into 128 sub-apertures, and each sub-aperture has a length of 3.2 m.
Projecting the sub-aperture range-compressed data into the unified polar coordinate as shown in Figure 2,
the corresponding sub-images are generated. By applying cross-range IFT to the sub-images, wavenumber
spectrum now is available. Figure 3 presents the spectrum of the first sub-image, where Figure 3a is
the original spectrum, Figure 3b is the one after spectrum center correction in AFBP, and Figure 3c is
the one corrected by the new spectrum center function in HS-AFBP. For clarity, 2-D spectrum is given
in Figure 3 by applying range FT and cross-range IFT to the first sub-image, respectively. In Figure 3a,
the original spectrum is ambiguous because the spectrum center is much higher than the angular sampling
frequency. Using spectrum center correction function in conventional AFBP, the sub-image spectrum is
still not located at the center of angular wavenumber, even spectrum folding occurs, as shown in Figure 3b.
This is because that the center correction function in AFBP is not accurate enough and not suitable for
high-squint SAR. In Figure 3c, the spectrum center is completely compensated, which demonstrates the
precision of Equation (17).

Range wavenumber bins
Range wavenumber bins
Range wavenumber bins

5 10 15 20 25 30 5 10 15 20 25 30 5 10 15 20 25 30
Cross-range wavenumber bins Cross-range wavenumber bins Cross-range wavenumber bins
(a) (b) (c)

Figure 3. Wavenumber spectrum of the first sub-image for linear trajectory. For clarity, 2-D spectrum
is presented here. (a) Original spectrum. (b) Spectrum after center correction in conventional AFBP.
(c) Spectrum after center correction in proposed HS-AFBP.

Next step is the sub-image spectrum fusion. Figure 4 gives the whole aperture spectrum by fusing
128 sub-image spectrums. Figure 4a is the fusing result obtained by conventional AFBP, whose left and
right regions are amplified in Figure 4b,c, respectively. It is obvious that spectrum gaps and overlaps exist
simultaneously in AFBP fusing result. The inaccurate spectrum center correction function in AFBP causes
such gaps and overlaps. Figure 4d shows the whole aperture spectrum fused by HS-AFBP. The spectrum
gaps and overlaps in AFBP are eliminated, as amplified in Figure 4ef, respectively. This means that
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HS-AFBP can fuse all sub-images precisely using the spectrum center correction function in (17). The final
image of the target is shown in Figure 5, where (a)—(c) are the AFBP results, and (d)—(f) are obtained by
HS-AFBP. Due to the spectrum gaps and overlaps, AFBP cannot focus the target, decreasing the cross-range
resolution. On the contrary, HS-AFBP achieves sinc-shaped response functions in both dimensions, which
further validates the necessity of accurate spectrum center correction for high-squint SAR.

| Left region | | Right region ‘

Sub-image spectrum gaps

l Sub-image spectrum overlaps ‘

Range wavenumber bins

Range wavenumber bins
Range wavenumber bins

200 400 600 800 1000 10 20 30 40 50 1010 1015 1020 1025 1030 1035 1040
Cross-range wavenumber bins Cross-range wavenumber bins Cross-range wavenumber bins

(b) (c)

Range wavenumber bins

Range wavenumber bins
Range wavenumber bins

250
200 400 600 800 1000 20 30 40 50 1015 1020 1025 1030 1035 1040 1045
Cross-range wavenumber bins Cross-range wavenumber bins Cross-range wavenumber bins

(d) (e) ()

Figure 4. Spectrum fusion for linear trajectory. For clarity, 2-D spectrum is presented. (a) Whole aperture
spectrum after fusion in AFBP. (b,c) are the amplified sub-spectrum of the left and right region in (a),
respectively. (d) Whole aperture spectrum after fusion in HS-AFBP. (e, f) are the amplified sub-spectrum of
the left and right region in (d), respectively.

-20
-30 -30

-40 -40

Upsampled range bins
5 & 8
Amplitude (dB)
B o
Amplitude (dB)
8 8 o

-50
50 100 150 200 250 50 100 150 200 25i 50 100 150 200 250

Upsampled cross-range bins Upsampled range bins Upsampled cross-range bins

(@) (b) (c)

-50

=]

-20 -20

'5.-30 ‘8.-30

-40 -40

Upsampled range bins
@ =) o 8
o o Q o
Amplitude (dB)
> o
Amplitude (dB)
3 o

-50
50 100 150 200 50 100 150 200 25 50 100 150 200 250

Upsampled cross-range bins Upsampled range bins Upsampled cross-range bins

(e) (f)

-50

=]

Figure 5. Imaging result for linear trajectory. (a—c) are the target image, range profile and cross-range
profile of AFBP, respectively. (d-f) are the target image, range profile and cross-range profile of HS-AFBP,
respectively.
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4.2. Nonlinear Trajectory

In practical environment, trajectory deviations are easily introduced [27-30], which is mainly caused
by air turbulence, mechanical vibration and navigation error. If the deviations are not considered carefully
during the SAR processing, defocusing is inevitable. In the following, HS-AFBP in last sub-section is
further extended to deal with the nonlinear trajectory. The trajectory deviations are viewed as motion
errors in this work. Without loss of generality, the motion error is model as 2-D space variance by a linear
function as follows

Rerror (X;1,0) =cog+ 1 (X) - r+c2(X) -« (18)

where cj is a constant, ¢; denotes the range-variant coefficient, and c; represents the angular-variant
coefficient. This 2-D space-variant motion-error model is accurate enough for common airborne SAR [27].
Therefore, for target P (rp, &), the corresponding motion error is given by

Rerror (X;1p,0p) = co+c1(X) - rp+ 2 (X) - (19)

And the instantaneous slant range between the radar and target P now becomes

R (X, Tp, Dép) = \/7’% + X2 — er -X- Xy + Rerror (X, Tp,lxp)

:\/r%,+X2—2rp-X~ap+co+cl(X)~rp+cz(X)~ocp 20
Based on Equation (20), Equation (8) for nonlinear trajectory is expressed as
AR (X;rp,a) = R (X;rp,ap) — R (X;7p, )
= \/1’;27 + X2 — 2Xrpap — \/r%, + X2 - 2Xrpa 4¢3 (X) -ap — 2 (X) -
~ (e —ap) - (x4 x4) + W] () — (e —ap) o (x+ xy) 1)
~ Aw - (1 + 206:?”) X+ Ax - (xu + %xuz — (xu)>

Now the IRF for nonlinear case is updated by

1/24xy 2
L(r, ) :/ exp |:—]'~Krc~ <Ao<~ (1+“”x”> X4 Aa- (xﬁf”x,}—q (xﬁ)ﬂ dx  (22)
p

—1/2+xu "p

The angular wavenumber variables are summarized as follows

20X
K“:Krc.<1+ p ”)-x
p

&p 2 @)

Ko = Kie - (xu + Exu —C2 (xu)>

Comparing Equations (17) and (23), it can be seen that the motion error causes extra spectrum
center shift, which is determined by the angular-variant coefficient c; (x,). The conventional AFBP does
not consider the nonlinear trajectory, not to mention the motion-error-induced spectrum center shift.
This additional spectrum center shift should be corrected for sub-image spectrum fusion, otherwise,
spectrum gaps and overlaps will occur. Such gaps and overlaps will be presented in the following
simulation experiment. The angular-variant coefficient can be obtained by polyfitting the angular motion
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errors in one range cell. Since the range error for every pixel can be calculated in the first-stage BP,
high-precision of ¢; (x,) is guaranteed.

To validate the spectrum center function in Equation (23), a simulation experiment is performed in the
following. The parameters in Table 1 are used. A nonlinear trajectory is formed by adding 3-D deviations
in Figure 6, which are extracted from an airborne SAR system. Since the maximum deviation in Figure 6 is
much larger than the range cell width, the motion-error-induced spectrum center shift will be very obvious
in this simulation.

3-D trajectory deviations

0.8}
06}
0.4,
02}

Trajectory deviations (m)
o

-0.2¢
04t
0.6
-1 -0.5 0 05 1
Slow time (s)

Figure 6. 3-D deviations in the nonlinear trajectory.

The range error is compensated in the first-stage BP, generating 128 sub-aperture images. Taking
the 26th sub-image for example, its original 2-D spectrum is shown in Figure 7a. Without considering
the spectrum center shift caused by deviations, i.e., corrected by Equation (17), spectrum in Figure 7b
is resulted, which shows that the spectrum center is not compensated completely. In contrast to this,
the spectrum is exactly located at zero position after correction by Equation (23), as shown in Figure 7c.
This means that the motion-error-induced spectrum center shift cannot be neglected, and Equation (23) is
accurate enough for spectrum center correction for nonlinear trajectory.

|

i

5 10 15 20 25 30 5 10 15 20 25 30 5 10 15 20 25 30
Cross-range wavenumber bins Cross-range wavenumber bins Cross-range wavenumber bins
(a) (b) ()

Range wavenumber bins
Range wavenumber bins
Range wavenumber bins

Figure 7. Wavenumber spectrum of the 26th sub-image for nonlinear trajectory. For clarity, 2-D spectrum is
presented here. (a) Original spectrum. (b) Spectrum after center correction using Equation (17). (c) Spectrum
after center correction using Equation (23).

Based on the sub-image spectrums in Figure 7, the whole aperture spectrum is fused, as shown in
Figure 8, where (a)—(c) are the fused spectrum using Equation (17), and (d)—(f) are the ones derived by
Equation (23). Without considering the motion-error-induced spectrum center shift, the whole aperture
spectrum has many gaps and overlaps between the neighboring sub-image spectrums, as amplified
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in Figure 8b,c. Since the aircraft has various trajectories in practice, such spectrum gaps and overlaps
will have unpredictable positions if the additional shift is neglected. The angular-variant coefficient
is polyfitted according to the 3-D deviations, which is further compensated to generate a full and
coherent spectrum, as shown in Figure 8d. From the amplified region in Figure 8e,f, it can be seen
that no spectrum gaps and overlaps exist, which demonstrates the precision of spectrum center correction
function in Equation (23). Applying FT to the full spectrum in Figure 8, the final image is illustrated
in Figure 9. Figure 9a is the image obtained from the spectrum with gaps and overlaps in Figure 8a,
which is seriously blurred. The corresponding range and cross-range profiles are plotted in Figure 8b,c,
respectively, where the range profile is focused, but the cross-range one is blurred. By focusing the full
spectrum in Figure 8d, the contour image, range and cross-range profiles are well concentrated, as shown
in Figure 9d—f, respectively. This simulation reflects a fact that the motion-error-induced spectrum center
shift plays a key role in HS-AFBP for nonlinear trajectory imaging.

Sub-image Sub-image
| Middle region ‘ l Right region | | Sub-image spectrum gaps l spectrum overlaps| | spectrum gaps

Range wavenumber bins
Range wavenumber bins
Range wavenumber bins

200 400 600 800 1000 460 480 500 520 540 560 960 980 1000 1020 1040
Cross-range wavenumber bins Cross-range wavenumber bins Cross-range wavenumber bins

()

Range wavenumber bins
Range wavenumber bins
Range wavenumber bins

200 400 600 800 1000 460 480 500 520 540 560 960 980 1000 1020 1040
Cross-range wavenumber bins Cross-range wavenumber bins Cross-range wavenumber bins
(d) (e) (f)

Figure 8. Spectrum fusion for nonlinear trajectory. For clarity, 2-D spectrum is presented. (a) Whole
aperture spectrum after fusion using Equation (17). (b,c) are the amplified sub-spectrum of the middle and
right region in (a), respectively. (d) Whole aperture spectrum after fusion using Equation (23). (e,f) are the
amplified sub-spectrum of the middle and right region in (d), respectively.
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Figure 9. Imaging result for nonlinear trajectory. (a—c) are the target image, range profile and cross-range
profile focused by Equation (17), respectively. (d—f) are the target image, range profile and cross-range
profile focused by Equation (23), respectively.

4.3. Framework of The Proposed HS-AFBP Algorithm

The flowchart of the proposed HS-AFBP algorithm is presented in Figure 10, including both linear
and nonlinear trajectory cases. As highlighted in Figure 10, two sub-image spectrum center correction
functions, i.e., Equations (17) and (23), are the main novelties in HS-AFBP. Both the spectrum centers in
Equations (17) and (23) are different from the conventional AFBP, which is only suitable for broadside
imaging mode. Specifically, Equation (17) contains spectrum center component relating to squint angle,
and Equation (23) covers an additional center shift caused by trajectory deviations.

In general, HS-AFBP works in the following five steps:

1.  Sub-aperture division. After range compression, the whole aperture is divided into multiple sub-apertures
with equal length.

2. BPin unified polar coordinate. Sub-aperture data is backprojected into the unified polar coordinate
according to the linear trajectory or nonlinear one, generating multiple sub-images.

3. Sub-image spectrum center correction. For linear trajectory, the sub-image spectrum center is
corrected by Equation (17), and for nonlinear case, Equation (23) is used. After such center correction,
cross-range IFT is applied to sub-images and the corresponding spectrums are available now.

4. Sub-image spectrum fusion. Since the sub-image spectrum center is corrected precisely, the spectrums
can be fused coherently to form a whole aperture spectrum.

5. Cross-range compression. Cross-range FT is applied to the whole aperture spectrum, then the
full-resolution image can be obtained finally.
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Figure 10. Flowchart of the proposed HS-AFBP algorithm.
5. Experimental Results

In this section, two real datasets are used to validate the performance of HS-AFBP. Both datasets have
nonlinear trajectories, which is recorded by an onboard inertial measurement unit (IMU). The radar and
geometry parameters are listed in Table 2.

Table 2. Radar and geometry parameters in real data experiments.

Parameter Dataset 1 Dataset 2
Operational band Ku Ku
Bandwidth 200 MHz 200 MHz
Squint angle 50° 70°
Operational range 7.49 km 7.26 km
Altitude 1.95 km 1.98 km
Synthetic aperture length 176.35m 351.17 m

Scene size (range x cross-range) 1.23km x 1.09km  1.85km X 0.92 km
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5.1. Dataset 1

The trajectory deviations recorded by IMU is shown in Figure 11, where the cross-track and height
deviations are more obvious than the along-track ones. The whole aperture is divided into 128 sub-apertures
with equal length 1.38 m. The range-compressed data is backprojected to the unified polar coordinate,
generating 128 low-resolution sub-images. Sub-image spectrum is then obtained by angular IFT. Taking
the first sub-image for example, its 2-D spectrum is shown in Figure 12, where subplot (a) is the original
spectrum, (b) and (c) are the ones corrected by AFBP and HS-AFBP, respectively. It is obvious that the
sub-image spectrum center is not located at zero in AFBP, while HS-AFBP can completely correct the
residual spectrum center. This benefits the following sub-image spectrums fusion processing. HS-AFBP
achieves a smooth and continuous whole aperture spectrum by fusing 128 sub-image spectrums. Based on
this, final image is generated, which is illustrated in Figure 13. Figure 13a is the imaging result of AFBP,
where some slight blurs exist in comparison with HS-AFBP image in Figure 13b. Since the sub-image
spectrums are not shifted to the true positions in AFBP, such blurs are inevitable.

0.3
B
== 0.2
%)
=
ie]
@
< 0.1
[} e
© ™ h"'“\‘_
& ’ o
% Q sy
2 I, \\
ol ’ s
L )
/ N

Slow time (s)

Figure 11. Trajectory deviations in dataset 1.
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Figure 12. The first sub-image spectrum in dataset 1. For clarity, 2-D spectrum is presented. (a) Original
spectrum. (b) Spectrum corrected by AFBP. (c) Spectrum corrected by HS-AFBP.
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Figure 13. Final imaging results in dataset 1. (a) Image of AFBP. (b) Image of HS-AFBP.

To compare the focusing performance more clearly, four local images, as labeled by A, B, C and D in
Figure 13a, are extracted and shown in Figure 14. Local image A locates at the near range, and covers a
main road. Local image B contains some man-made point-like targets. Local image C locates at the far
range, exhibiting some strong corners of building. Local image D covers an area of crossroad and flat
ground. These four local images contain different ground objects and have different signal-to-noise-ratio
(SNR), which can support an overall and detailed comparison for focusing performance. In each image
pair, the left image is obtained by AFBP, while the right one is generated by HS-AFBP. The image entropy
values [31,32] are shown at the title of each image in Figure 14, where the right images always have smaller
entropy values. Now it is more obvious that the left images are less focused than the right ones in Figure 14,
which reflects that the proposed HS-AFBP algorithm outperforms the conventional AFBP in terms of
focusing ability. Two point-like targets, circled as T1 and T2, are extracted from Figure 14b,c, respectively,
and their cross-range impulse response functions are plotted in Figure 15. One can see that HS-AFBP
achieves a sinc-shaped cross-range profile, while the main-lobe is widened, and the sidelobe is lifted in
AFBP for both targets. The corresponding peak sidelobe ratio (PSLR), integrated sidelobe ratio (ISLR) and
resolution [5] of T1 and T2 are summarized in Table 3, which further demonstrates the focusing advantage
of the proposed HS-AFBP algorithm.

Table 3. Focusing quality comparison in dataset 1.

T1 T2
Methods
PSLR (dB) ISLR (dB) Resolution (m) PSLR(dB) ISLR(dB) Resolution (m)
AFBP —1.69 —4.34 2.24 —4.72 —7.36 2.09

HS-AFBP —19.40 —14.37 0.72 —-13.71 —12.88 0.69
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Figure 14. Local images in dataset 1. In each pair of local images, the left one is obtained by AFBP, and
the right one is the result of HS-AFBP. The image entropy is presented at the title of each local image.

HS-AFBP always achieves smaller entropy values, which outperforms the conventional AFBP in terms of

focusing ability.
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Figure 15. Target cross-range profiles comparison in dataset 1. (a) Target T1 as circled in Figure 14b.
(b) Target T2 as circled in Figure 14c.

5.2. Dataset 2

The trajectory deviations are listed in Figure 16, where the motion errors are much larger than the
ones in dataset 1, since the synthetic aperture time is nearly doubled. The whole aperture is divided into
256 sub-apertures with equal length 1.37 m. The 2-D spectrum of the 53rd sub-image is shown in Figure 17.
From the comparisons in Figure 17, we can see that the spectrum center is not completely compensated
by AFBP, and the spectrum is still folded, as shown in Figure 17b. On the contrary, HS-AFBP presents a
spectrum exactly located at center zero, which can be seen from Figure 17c.
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Figure 16. Trajectory deviations of dataset 2.
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Figure 17. The spectrum of the 53rd sub-image in dataset 2. For clarity, 2-D spectrum is presented.
(a) Original spectrum. (b) Spectrum corrected by AFBP. (c) Spectrum corrected by HS-AFBP.

Based on these compensated spectrums, the fusing result is given in Figure 18, where the first-row
subplots are from AFBP processing, and the second ones are the results of HS-AFBP fusion. Since the
squint angle and trajectory deviations are much larger than the dataset 1, the sub-image spectrum gaps and
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overlaps are much more obvious in dataset 2, as marked in Figure 18b,c. These spectrum gaps and overlaps
are resulted by inaccurate spectrum center function of AFBP, i.e., Equation (10). By contrast, HS-AFBP
generates a much smoother and more continuous spectrum after fusion, which eliminates the gaps and
overlaps, as shown in Figure 18e,f. This reflects a fact that the spectrum center function in HS-AFBP
(i.e., Equation (23)) has higher precision than the one in AFBP, supporting accurate sub-image spectrums
fusion. The final high-resolution images are presented in Figure 19. The defocusing in Figure 19a is visually
evident, while the whole scene is well concentrated in Figure 19b.

‘ Left region ‘ ‘ Right region ‘ ‘ Sub-image spectrum overlaps ‘ Sub-image spectrum gaps ‘

500
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Range wavenumber bins
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a o
S o
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Cross-range wavenumber bins Cross-range wavenumber bins Cross-range wavenumber bins
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Figure 18. Spectrum fusion in dataset 2. For clarity, 2-D spectrum is presented. (a) Whole aperture spectrum
fused by AFBP. (b,c) are the left and right regions in (a), respectively. (d) Whole aperture spectrum fused by
HS-AFBP. (e,f) are the left and right regions in (d), respectively. The sub-image spectrum gaps and overlaps
are very obvious in AFBP processing, while the HS-AFBP fused spectrum is smooth and continuous.

(b)
Figure 19. Final imaging results in dataset 2. (a) Image of AFBP. (b) Image of HS-AFBP.
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For details comparison, four local images, as marked by A, B, C, and D respectively in Figure 19a, are
amplified in Figure 20. In each image pair, the left plot comes from AFBP, and the right one is obtained
by HS-AFBP. Figure 20 indicates that the defocusing becomes increasingly obvious when the cross-range
position increases. From the entropy value at the title of each local image, the focusing performance is
significantly improved by the HS-AFBP algorithm. Since the 4th local image has similar entropy, we
extract one point-like target, as circled in Figure 20d, to compare the cross-range profiles, which are given
in Figure 21. The related focusing parameters are listed in Table 4. Both Figure 21 and Table 4 reveal that
the proposed HS-AFBP has focusing advantage over the conventional AFBP.
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Figure 20. Local images in dataset 2. In each image pair, the left one is obtained by AFBP, and the right one
is the result of HS-AFBP. The image entropy is presented at the title of each local image. HS-AFBP exhibits
clearer ground details and smaller entropy values than AFBP results.
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Figure 21. Target cross-range profiles comparison in dataset 2.

Table 4. Focusing quality comparison in dataset 2.

Methods PSLR (dB) ISLR (dB) Resolution (m)

AFBP —11.70 —11.58 0.96
HS-AFBP -13.73 —-12.21 0.89

6. Conclusions

HS-AFBP algorithm is proposed in this paper, which is suitable for high-squint SAR mode, and helps
to improve the efficiency and precision of the time-domain imaging algorithms. The conventional AFBP
is limited to broadside mode, and presents spectrum gaps and overlaps for sub-image fusion, which
degrades the focusing quality dramatically. To achieve accurate sub-image fusion, HS-AFBP overcomes the
defect of AFBP, and proposes two spectrum center correction functions, which are the main contributions
of our work. The first center correction function is caused by the squint angle, and the second one is
updated by the motion-error-induced cross-range-variant phase coefficient. These two improved spectrum
center correction functions guarantee the precision for sub-images fusion. HS-AFBP supports both linear
and nonlinear trajectories. Future work will consider more sophisticated sub-image spectrum correction
for advanced SAR system mounted on small and light aircraft, such as multi-rotor drone.
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