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L S O N

Abstract: Yield and yield attributes are important components in genotypic evaluation. The butterfly
pea is a native plant of Indonesia, and it is considered an underutilized crop. The goals of this
study were to evaluate genotypes using environment (year) interactions (GEIs) with yield and yield
attributes, and evaluate butterfly pea genotypes based on stability measurements and sustainability
index (SI). The study was conducted at the Ciparanje Experimental Field, Faculty of Agriculture,
Universitas Padjadjaran using 35 butterfly pea genotypes in a randomized complete block design
with two replications. The field trial was conducted over three years (2018-2020). The results
showed that the yield and yield attributes were influenced by GEIs. Additive main effects and
multiplicative interaction (AMMI) selected 11 stable genotypes (31.43%); genotype plus genotype
by environment interaction (GGE) biplot, AMMI stability value (ASV), and genotype stability index
(GSI), each selected six genotypes (17.14%) that were stable and high-yielding, and SI selected
18 genotypes (51.43%) that were stable and high-yielding. There were three genotypes identified by
all measurements, namely G2, G14, and G16. These three genotypes can be selected as the superior
genotypes of the butterfly pea for flower production, and can be used as material for crosses in
plant-breeding prog.

Keywords: AMMI; butterfly pea; Clitoria ternatea; evaluation; flower production; genotypes; GGE
biplot; sustainability

1. Introduction

Indonesia is a tropical country that is considered to have the highest biodiversity in
the world. One of Indonesia’s biodiversity resources is the butterfly pea (Clitoria ternatea L.)
Butterfly pea belongs to the Fabaceae plant family. Butterfly pea is often found in tropical
Southeast Asia [1,2]. This plant is known to be tolerant of excess rain and drought [3]. In
Indonesia, it is easily found in home gardens, forest edges or in the wild.

Butterfly pea is one of Indonesia’s original local crops that has the potential to be
further developed [4]. The wide genetic diversity of the Indonesian butterfly pea, based on
morphological characteristics, provides opportunities for research and development [3,5].
In addition, the butterfly pea has many uses, including as a natural dye [6], food coloring [7],
and cancer prevention because of its high antioxidant content [8], and also as an ornamental
crop [9]. During the COVID-19 pandemic, the use of natural ingredients rich in healthy
nutrients, such as anthocyanin, to increase body resistance was highly recommended to
avoid the transmission of COVID-19 [10]. Since the butterfly pea contains anthocyanins,
it is often associated with increased body resistance and cancer prevention [8]. Thus,
the development of the butterfly pea has a great potential to support food, health, and
industrial needs [4].
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The butterfly pea has an important role for the people of Indonesia. In some parts of
Indonesia, the butterfly pea was used as an eye medicine [11], as food coloring [7], and has
its own cultural value for the community [12]. The name ‘ternatea’ was taken from one of
the islands in Indonesia, namely Ternate [7]. In our previous studies, the genetic diversity
of the butterfly peas from Indonesia was broad and it had varied patterns and number of
petals [3,13]. This implies that the origin of the Indonesian butterfly pea is an important
genetic resource that must be utilized and preserved properly. Currently, testing of GEIs on
yield and yield attributes regarding the origin of the Indonesian butterfly pea is still very
limited. Therefore, testing in different planting seasons to evaluate GElIs on yield and yield
attributes, as well as the selection of high-yielding and stable genotypes, are very valuable.

Extreme seasonal changes have an impact on the development of plant varieties. Sev-
eral studies reported that the growing seasons affect yields and yield attributes [14-16]. In
addition, the interaction between genotypes and growing seasons have also been reported
to greatly affect crop yields and make research prog inefficient [17-20]. Currently, studies
on the effects that genotypes by environment interactions have on the butterfly pea are still
very limited. Since the butterfly pea is an underutilized crop, the research and development
of this plant is still quite rare. Therefore, it is very important to evaluate the genotype using
the way the growing seasons interact with the yield and yield attributes of the butterfly pea.

The sustainability index (SI) is one of the genotypic selection indices used in diverse
seasons. The use of the SI to select or evaluate the genotypes of some crops that have a
greater potential regarding change during growing seasons has been reported [21-25]. This
study aimed to evaluate the butterfly pea’s genotype using environment (growing seasons)
interactions (GEIs) with yield and yield attributes, and selecting superior genotypes (stable
and high-yielding) across three different growing season (years) using stability analysis
and the sustainability index (SI).

2. Materials and Methods
2.1. Plant Materials

There were 35 butterfly pea genotypes, collected from around Indonesia, that were
used in this study. These genotypes had diverse genetic backgrounds (Table 1) and high
genetic diversity [3]. The butterfly pea (BFP) is a perennial crop, and hence, it grows during
the whole year. The data were obtained by three planting seasons, and hence, there was a
three-year observation period involving wet and dry seasons.

Table 1. Butterfly pea genotypes used in experiments.

Origin
No. Code Accessions - —
Island Province District
1 G1 CT1.1 Sumatera Aceh Banda Aceh
2 G2 CT1.2 Sumatera Aceh Banda Aceh
3 G3 CT13 Sumatera Aceh Banda Aceh
4 G4 CT14 Sumatera Aceh Banda Aceh
5 G5 CT15 Sumatera Aceh Banda Aceh
6 G6 CT21 Sumatera Aceh Banda Aceh
7 G7 CT22 Sumatera Aceh Banda Aceh
8 G8 CT23 Sumatera Aceh Banda Aceh
9 G9 CT24 Sumatera Aceh Banda Aceh
10 G10 CT25 Sumatera Aceh Banda Aceh
11 G11 CT3.1 Sumatera Aceh Banda Aceh
12 G12 CT3.2 Sumatera Aceh Banda Aceh
13 G13 CT3.3 Sumatera Aceh Banda Aceh
14 G14 CT 34 Sumatera Aceh Banda Aceh
15 G15 CT 3.5 Sumatera Aceh Banda Aceh
16 G16 CT4.1 Java West Java Bandung
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Table 1. Cont.

Origin

No. Code Accessions 3 —

Island Province District
17 G17 CT4.2 Java West Java Bandung
18 G18 CT4.3 Java West Java Bandung
19 G19 CT44 Java West Java Bandung
20 G20 CT45 Java West Java Bandung
21 G21 CT54 Java West Java Kuningan
22 G22 CTe6.1 Java Jakarta Jakarta
23 G23 CT6.2 Java Jakarta Jakarta
24 G24 CT6.3 Java Jakarta Jakarta
25 G25 CT 6.5 Java Jakarta Jakarta
26 G26 CT9.1 Java West Java Kuningan
27 G27 CT 10.1 Java East Java Madura
28 G28 CT10.2 Java East Java Madura
29 G29 CT10.3 Java East Java Madura
30 G30 CT10.4 Java East Java Madura
31 G31 CT 105 Java East Java Madura
32 G32 CT12.1 Bali Bali Bali
33 G33 CT12.2 Bali Bali Bali
34 G34 CT12.3 Bali Bali Bali
35 G35 CT124 Bali Bali Bali

2.2. Field Experiments and Data Collection

Field experiments were conducted at the Ciparanje Field Research Station (6°54'58.4" S
107°46/17.3" E; altitude 721 meters above sea level), Faculty of Agriculture, Universitas
Padjadjaran (UNPAD), Jatinangor, Sumedang, West Java, Indonesia during a three-year
period (Table 2). Information about the environment is presented in Table 2. The field
experiment trials used a randomized completed block design with two replications per
year. Each genotype was planted at a spacing of 100 cm x 50 cm. The number of plants of
each replicate was 20 plants. The first year it was planted in January-November 2019. The
second year it was planted in February-December 2020. The third year it was planted in
January—November 2021. The land was loosened, the bunds were 25 cm tall, the length of
each bund was 5 meters. The initial fertilization was performed one week before planting,
using chicken manure at a dose of 5 tons/ha. The second fertilization was performed
eight weeks after planting, using an NPK fertilizer at a dose of 120 kg/ha. Six weeks after
planting (WAP), the plants were wrapped around a bamboo stake. The observed traits
include fresh flower yield (gram), flower length (FL in cm), flower width (FW in cm), and
calix length (CL in cm). The yield and yield attributes were measured and collected at
harvest time.

Table 2. Trial growing seasons information.

Temperature (°C) Rainfall (mm Month—1) Humidity Soil Conditions
Seasons Min-Max Mean & SD Min-Max Mean + SD Min-Max Mean & SD pH K P N CoO
S‘E;‘g‘fgl 18.02-31.83  23.60 £ 0.32 02-3135  169.3 +122.1 90-97 9350 +350 55 1396 3148 0.13 1.32
S‘f;g‘l’g) 2 1771-3264  2610+074  30.0-3370  201.6 + 115.0 70-87 74724716 56 1666 3129 013 141
S‘(’E‘S‘z’g) 3 18483127 31274070 3324543  180.9 + 11422 67-80 7350+ 650 55 1243 3120 022 1.11

Note : SD = standard deviation; Min = minimum value; Max = maximum value; K = potassium (%); P = phosphor
(%); N = nitrogen (%); C-O = carbon organic (%).
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2.3. Statistical Analysis
The combined ANOVA statistical model to estimate GEIs follows this equation:

Yopgr = 1+ Go + Ep + GEgp + Ry(p) + Br(g) + €opqr 1

where Yy is the value of the butterfly pea o in plot 7, and the value in year p of each
replication is g; p is the grand mean of yield; G, is the effect of butterfly pea o; E;, is the
effect of year p; GEop is the effect of GEIs on butterfly pea o and year p; Ry is the effect
of replicate q on year p; By(q) is the effect of replication q on plot r; and eopqr is the error
effects from butterfly pea o in plot r and repeat q of year p, respectively. In the case of
multi-environment testing (location or season), GEIs information was needed to find out
whether further testing was necessary using stability analysis. If GEIs have a significant
effect, then researchers must carry out further analysis using stability measurements to
determine which genotypes are stable (the genotype response to GEIs is small) and which
ones are adaptive to certain environments (genotype response to GElIs is large). Genstat
12th is used to calculate the combined ANOVA.
AMMLI is used to estimate the stability of the butterfly pea yields, following [26]:

Yer=pn+ Ge + Ef+ 2;:21 ()\g (Xngfg) * Pef @)

where: Yy is the yield performance of the genotype et in the year f1', 4 is the average
of all yield performances from the genotypes used, G, is the mean deviation of genotype
e, Eris the mean deviation of year f, A is the square root of the eigenvalue of the PCA
axis g, aeg and yg; were the PC scores for the PCA axis, g, of genotype ith and year f,
respectively, pes is the residual. According to the AMMI measurement, genotypes was
considered stable if they are within the radius of the circle and close to the axis (0.0). In
contrast, the adaptive genotypes are far from the axis and close to the environment line
vector. AMMI was analyzed using the PBStat online software [27].

The AMMI stability value (ASV) was used to estimate the stability of the butterfly pea
yields, following the formula [28]

ASV = \/ %(IPCA 1score)® + (IPCA 2 score)? 3)
where ss IPCA 1 and ss IPCA 2 were the wight given to the IPCA 1 and IPCA 2 scores by
dividing ss IPCA 1 and ss IPCA 2. The IPCA 1 score and IPCA 2 score were the first and
second IPCA scores for each genotype from the AMMI analysis. Genotypes that were stable
across the years were indicated by a small ASV value and vice versa.

The genotype stability index (GSI) for butterfly pea genotypes was calculated based
on the ASV rank (RASV) from the genotypes tested in three environments (years) and
the yield performance rank (RGM) of genotypes tested during those three years using
Equation (4). Genotypes that were stable across the years were indicated by a small GSI

value and vice versa.
GSI = RASV + RGM 4)

The model for the GGE biplot following [29] was this formula

v t
Yo — oy = By + Zkzl Ao®moYno + Emn (5)

where Yy Wi Bi; K Noj ®mo; Yno; €mn are the performance in year ‘n’ of the butterfly pea
‘m’; overall average yield; the influence of year ‘n’; number of primer components; the
singular value of the primer component ‘0’; the value of butterfly pea ‘m” and year ‘n’ for
primer component ‘0’; and the error of the butterfly pea ‘m’ in year ‘n’, respectively. The

GGE biplot was analyzed using the R program.
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The sustainability index (SI) was estimated by the following formula used by [22]

SI = [(YYAT)] x 100 (6)

where Y is the mean performance of a butterfly pea, on is the standard deviation, and YM is
the best performance of a butterfly pea in any year. The SI values were classified arbitrarily
into five groups, i.e., very low (up to 20%), low (21% to 40%), moderate (41% to 60%), high
(61% to 80%), and very high (above 80%) [30]. SI was calculated using Microsoft Excel 2013.

3. Results
3.1. GEIs Estimation of the Yield and Yield Attributes of the Butterfly Pea Genotypes

The yield and yield attributes of 35 butterfly pea genotypes during the three-year
period were evaluated. The results of the combined ANOVA showed that genotype,
environment, and GEIs had a significant effect on the variation in the yield and yield
attributes of each genotype tested (Table 3). Yields are in the range of 4.70-151.70 g, where
the highest yields is in the second year (2019). The FL trait is in the range of 1.45-7.87 cm,
where the highest values are in 2019 and the lowest values in 2020. The FW trait is in the
range of 1.36-5.80 cm, where the highest values are in 2019 and the lowest values in 2020.
The CL trait is in the range of 0.63—4.60 cm, where the highest value is in 2019 and the
lowest in 2020. The coefficient of variation (CV) value for the traits tested show a low value
for the yield, moderate for the CL, and high for the FL and FW traits. In this test, all the
traits tested showed the influence of GEIs. However, in general, genetic influences are
greater than GEIs for all traits, so that the variations that occur in the traits tested may be
due to the origin of each genotype.

Table 3. Combined ANOVA of yield and yield attributes on butterfly pea genotypes.

Sum of Square

Source df Yield (g) FL (cm) FW (cm) CL (cm)
Env 2 18,024 x 178.01 . 83.49 ** 36.12 .
Rep (env) 3 36 e 76.11 e 11.26 e 27.39 **
Gen 34 255,120 x 146,52 e 1656 e 4354 e
Gen x Env 62 63,745 e 2247 . 1041 . 8.39 **
Error 102 28 . 28.01 . 23.01 . 4.30 .
Min 4.70 145 136 0.63
Max 151.70 7.87 5.80 4.60
Mean 65.35 4.49 3.51 1.71
CV (%) 0.42 24.53 25.39 15.66

Note: df = degree freedom; Env = environment; Rep = replication; CV = coefficient of variation; FL = flower
length; FW = flower width; CL = calix length; * p < 0.05; ** p < 0.01.

3.2. Yield Stability Using AMMI and GGE Biplot

The results of the stability analysis using the AMMI biplot are presented in Figure 1.
The AMMI biplot showed that PC1 had a contribution of 96.8% to the total variation and
PC2 had a contribution of 3.2%. In Figure 1, the genotypes that are close to the axis (0.0)
and are on the radius of the circle are the most stable during the three years of testing. The
eleven genotypes that were on the radius of the circle were identified; they were G2, G20,
G14, G16, G25, G19, G8, G24, G17, G28, and G15. Those eleven genotypes were the most
stable according to the AMMI biplot measurement.
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Figure 1. AMMI biplot of 35 butterfly pea genotypes across three seasons (years) in Indonesia.

The evaluation of the butterfly pea’s genotypes using a GGE biplot measurement was
presented in Figure 2. Based on the GGE biplot measurement, PC1 and PC2 explained
80.7% and 19.2% of the total variation, respectively. Thus, they contribute 99.9% of the total
variation in the butterfly pea yield across the three growing years in Indonesia (Figure 2).
The GGE biplot ‘mean vs stability” graph showed that 14 genotypes of the butterfly pea
were on the right side of the Y-axis and another 21 genotypes were on the left of the Y-axis
(Figure 2a). The Y-axis showed the average yield of each genotype, and the X-axis showed
the stability of the yield of each tested genotype. Agronomically, genotypes G2, G14, G15,
G16, and G20 were the most stable and had above average yields. A genotype close to the
ideal point in the GGE biplot has a high and stable yield. In this study, it was identified
that G31 was close to the ideal point, which means this genotype was able to produce high
yields in both optimal and marginal environments.

The graph on the GGE biplot, ‘which-won-where’ (Figure 2b), showed that the three
years had six sectors with different winning genotypes. G33 is the top genotype in Year
2 (second year). G31 is the top genotype in Years 1(first year) and Year 3 (third year). In this
study, the six genotypes of the butterfly pea that were close to the center of the sector were
identified; namely, G1, G2, G6, G14, G15, and G16. These genotypes have a smaller GEIs
effect than other genotypes, but do not necessarily have high yields, so other measurements
are needed to be able to select stable and high-yielding genotypes.



Sustainability 2023, 15, 2459

7 of 14

PC 2 (19.2%)

Season 2

Season 3
Season 1

PC 1(80.7%)

(@)

PC 2 (19.2%)

o @%ggg&é-ee
421é1i€%;52 ‘

-, season3

Season 2

Season 1|

PC 1(80.7%)

(b)

Figure 2. (a) GGE biplot ‘mean vs stability” of 35 butterfly pea genotypes against average yields

in three growing years; (b) GGE biplot ‘which-won-where” of 35 butterfly pea genotypes against

average yields in the three growing years.

3.3. Yield Stability of Butterfly Pea using AMMI Stability Value (ASV) and Genotype Stability

Index (GSI)

Information on ASV and GSI was presented in Table 4. The low value genotypes were
identified as having stable yields. Based on ASV, G16 was identified as the most stable
genotype, followed by G14, G25, G19, G20, and G2. The GSI measurements identified the
G14 genotype as the most stable followed by G16, G2, G20, G15, and G17. Table 4 shows
that ASV and GSI identified G2, G14, G16, and G20 genotypes as stable and high-yielding.

Table 4. IPCA on AMMI analysis, AMMI stability value (ASV), and genotype stability index (GSI).

Genotypes Y IPCA [1] IPCA [2] RY ASV RASV GSI RGSI
Gl 37.24 0.18 0.72 28 1.23 18 46 26
G2 77.89 —0.07 —0.46 14 0.61 6 20 3
G3 125.16 —-0.37 —1.84 4 2.73 26 30 15
G4 8.58 0.36 1.56 35 2.52 25 60 33
G5 127.41 —0.38 —1.90 3 2.83 27 30 16
G6 90.37 —0.15 —0.82 8 1.17 16 24 10
G7 102.09 —0.22 —1.16 6 1.69 22 28 13
G8 49.57 0.10 0.36 22 0.68 7 29 14
G9 13.69 0.33 1.41 34 2.29 24 58 32
G10 92.83 -0.17 —0.90 7 1.28 19 26 12
Gl11 34.28 0.20 0.81 30 1.37 21 51 28
G12 36.24 0.19 0.75 29 1.28 20 49 27
G13 37.35 0.18 0.72 27 1.23 17 44 25
Gl4 65.75 0.00 —0.11 16 0.11 2 18 1
G15 81.69 —0.10 —0.57 13 0.78 8 21 5
Gl16 63.41 0.02 —0.04 17 0.11 1 18 2
G17 82.67 —0.10 —0.60 11 0.82 10 21 6
G18 44.16 0.14 0.52 24 0.92 12 36 20
G19 56.11 0.06 0.17 19 0.39 4 23 9
G20 74.97 —0.05 —0.38 15 0.48 5 20 4
G21 39.9 0.17 0.64 26 1.11 15 41 23
G22 88.42 —0.14 -0.77 10 1.08 14 24 11
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Table 4. Cont.

Genotypes Y IPCA [1] IPCA [2] RY ASV RASV GSI RGSI
G23 133.99 —0.42 —2.09 2 3.13 28 30 17
G24 45.36 0.13 0.49 23 0.87 11 34 19
G25 59.03 0.05 0.09 18 0.27 3 21 7
G26 41.19 0.16 0.61 25 1.06 13 38 22
G27 15.13 0.32 1.37 33 2.23 23 56 31
G28 81.84 —0.10 —0.58 12 0.78 9 21 8
G29 89.28 7.63 —0.04 9 41.87 34 43 24
G30 107.54 2.70 —0.51 5 14.80 32 37 21
G31 136.68 0.67 —1.18 1 3.84 29 30 18
G32 52.46 —6.32 0.54 21 34.65 33 54 29
G33 54.18 —7.98 0.47 20 43.76 35 55 30
G34 19.35 1.02 1.37 32 5.78 30 62 34
G35 21.5 1.95 1.34 31 10.80 31 62 35

Y = yield; IPCA = interaction principal component axis; RY = rank of yield; RASV = rank of ASV; RGSI = rank

of GSI.

3.4. Sustainability Index (SI) on Yield of Butterfly Pea Genotypes

The results of the sustainability index (SI) analysis were presented in Table 5. The
estimated SI value of butterfly pea yields was in the range of 1.72% (very low) to 83.08%
(very high). The very low SI values were demonstrated by genotypes G32 (1.72%) and G33
(5.69%). One genotype had a low SI value (G4), three genotypes had a medium SI value
(G9, G27, and G35), twenty-seven genotypes had a high SI value, while two genotypes had
a very high SI value indicated by the G31 (86.49%) and G34 (83.08%).

Table 5. Estimation for sustainability index (SI) of the flower yield of the butterfly pea.

Genotype Y on YM SI Criteria
G1 37.24 6.760 45.693 66.71 High
G2 77.89 10.676 89.400 75.19 High
G3 125.16 15.507 140.229 78.20 High
G4 8.58 4.479 14.876 27.60 Low
G5 127.41 15.740 142.648 78.29 High
G6 90.37 11.934 102.815 76.29 High
G7 102.09 13.130 115.417 77.08 High
G8 49.57 7.902 58.948 70.69 High
G9 13.69 4.824 20.365 43.53 Moderate
GI10 92.83 12.185 105.468 76.47 High
G11 34.28 6.495 42.506 65.37 High
G12 36.24 6.669 44.608 66.28 High
G13 37.35 6.769 45.803 66.76 High
Gl4 65.75 9.469 76.350 73.72 High
G15 81.69 11.058 93.489 75.56 High
Gl16 63.41 9.239 73.829 73.37 High
G17 82.67 11.155 94.534 75.65 High
G18 44.16 7.394 53.133 69.20 High
G19 56.11 8.528 65.980 72.12 High
G20 7497 10.383 86.256 74.88 High
G21 39.9 7.001 48.544 67.76 High
G22 88.42 11.737 100.717 76.13 High
G23 133.99 16.422 149.717 78.52 High
G24 45.36 7.506 54.422 69.56 High
G25 59.03 8.811 69.124 72.66 High
G26 41.19 7.119 49.935 68.23 High
G27 15.13 4.928 21.919 46.56 Moderate
G28 81.84 11.073 93.649 75.57 High
G29 89.28 51.584 136.095 27.70 Low
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Table 5. Cont.
Genotype Y on YM SI Criteria

G30 107.54 15.418 126.880 72.60 High

G31 136.68 9.926 146.548 86.49 Very high
G32 52.46 53.538 131.180 1.72 Very low
G33 54.18 58.931 150.848 5.69 Very low
G34 19.35 1.513 21.470 83.08 Very high
G35 21.5 7.910 29.270 46.44 Moderate

Y = mean yield; on = standard deviation; YM = the best performance of a genotype in any season; SI = sustainabil-
ity index.

To determine the best butterfly genotype, we selected genotypes based on slices of all
measurements. Table 6 presents information about the selected genotypes based on each
measurement. There are three genotypes identified as the most stable with high yields;
namely, G2, G14 and G16.

Table 6. Comparison of butterfly pea genotype selection results based on each measurement.

Stability Measurements Selected Genotypes Percentage (%)
AMMI G2, G20, G14, G16, G25, G19, G8, G24, G17, G28, G15 31.43
GGE biplot G1, G2, G6, G14, G15, G16. 17.14
ASV G2, G14, G16, G19, G20, G25 17.14
GSI G2, G14, G15, G16, G17, G20 17.14

SI

G2, G3, G5, G6, G7, G8, G10, G14, G15, G16, G17,

G19, G20, G22, G23, G25, G28, G30 5143

Slice of all measurements G2,G14, G16

4. Discussion

Based on the combined ANOVA (Table 3), yield and yield attributes were influenced
by GEls. According to several researchers, yield and yield attributes are quantitative
characteristics that are strongly influenced by GElIs [17,18,31]. In yield and CL traits,
genotypes gave the highest contribution on the total variations. FL and FW traits, as well
as environmental (year) effects gave the highest contribution on the total variations. This
showed that the planting material (genotype used) has a different potential if grown in
different environments (years). Ruswandi et al. (2022) [32] also revealed that differences in
genotypes cause variations in crop yields in corn. In other studies, differences in the origin
of the genotypes used can also be a differentiator for yields” potential on sweet potato [18].
In addition, the environment (year) also has a significant influence, which means that the
growing year can also provide differences in the yield potential and traits tested for each
genotype. According to Katsenios et al. (2021) [33], differences in planting environmental
conditions can cause differences in yield and yield quality. The effect of GEIs also has
implications for the plant selection process. The emergence of GEIs can make the selection
process difficult (inefficient) [16,19,34]. In other studies, GEIs also affect yield performance,
including maize hybrids in Indonesia [25], sweet potato in Tanzania [33], black soybean
in Indonesia [35,36], and stevia in Indonesia [20]. The emergence of GElIs in the yield and
yield attributes of the butterfly pea in multi-year testing causes breeding activities that must
be continued using stability measurements. In this case, the stability test was only carried
out on the yield trait. We expected a genotype with small response to seasonal changes, i.e.,
a stable genotype. In the latest research developments, stable and high-yielding genotypes
are some of the main focuses, including the butterfly pea plant-breeding program.

The AMMI biplot showed that PC1 has a contribution of 96.8% to the total variation
and PC2 has a contribution of 3.2% (Figure 1). The large contribution of PC1 to yield
variation implies that the interaction of the butterfly pea genotype with the three growing
years in Indonesia was predicted by the first PC from the genotype and the growing year.
The same result was also expressed by Tolorunse et al., (2018) [37], which shows that PC1
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plays a role in crop yield diversity by 69.9%. In AMMI biplots, genotypes that are close to
the biplot axis point were stable and had low GElIs [26]. The results of this study indicate
that genotypes G2, G20, G14, G16, G25, G19, G8, G24, G17, G28 and G15 were close to the
biplot axis, which means that these genotypes were stable across the three years.

Based on the GGE biplot analysis, PC1 and PC2 explained 80.7% and 19.2% of the
total variation, respectively. Thus, they contributed 99.9% of the total variation in butterfly
pea yield across the three growing years in Indonesia (Figure 2). The GGE biplot ‘mean vs
stability” graph showed that 14 genotypes of the butterfly pea were on the right side of the
Y-axis and another 21 genotypes were on the left of the Y-axis (Figure 2a). According to
Yan and Tinker (2006) [29], the Y-axis showed the average yield of each genotype, and the
X-axis showed the stability of the yield of each tested genotype. Agronomically, genotypes
G2, G14, G15, G16, and G20 were the most stable and had above average yields. According
to Mustamu et al. (2018) [38], a genotype close to the ideal point in the GGE biplot has
a high and stable yield. In this study, it was identified that G31 was close to the ideal
point, which means that this genotype was able to produce high yields in both optimal and
marginal environments.

The graph on the GGE biplot, ‘which-won-where” (Figure 2b), showed that the three
years had six sectors with different winning genotypes. According to Maulana et al.
(2022) [16], the genotype on top of the sector has the highest environmental yield in that
sector. G33 is the top genotype in Year 2 (second year). G31 is the top genotype in Yearl
(first year) and Year 3 (third year). Zhang et al. (2016) [39] and Karuniawan et al. (2021) [18]
stated that the genotypes at the top of each sector are those that were adaptive to a particular
environment. In addition, Ruswandi et al. (2021) [19] also added that genotypes located in
the center of the sector (near the center of the sector), had a low effect of GEIs (stable). In this
study, the four genotypes of the butterfly pea that were close to the center of the sector were
identified; namely, G1, G2, G6, G14, G15 and G16. These genotypes have a smaller GEIs
effect than other genotypes, but do not necessarily have high yields, so other measurements
are needed to be able to select stable and high-yielding genotypes. The same idea was
also expressed by Vaezi et al. (2019) [34], who reported that the selection of stable and
high-yielding genotypes requires more than one stability measurement. Therefore, several
yield stability measurements were needed to be able to select a stable and high-yielding
butterfly pea genotype.

Information on ASV and GSI was presented in Table 4. According to ASV, G16 was
identified as the most stable genotype, followed by G14, G25, G19, G20 and G2. According
to Gauch (2013) [26], multi-environment testing using AMMI stability value (ASV) on
AMMI biplot measurements can provide information on the stability rank of the genotype
tested. Several researchers have also succeeded in selecting the best genotype using AMMI,
including for sweet potato [18]. The use of ASV in AMMI analysis allowed researchers
to identify stable and unstable genotypes in a wide range of environments. The GSI
measurements identified the G14 genotype as the most stable followed by G16, G2, G20,
G15, and G17. According to Maulana et al. (2020) [40] the GSI measurement can strengthen
the results of genotype stability calculations. In Table 4, ASV and GSI identified G2, G14,
G16 and G20 genotypes as stable and high-yielding. This shows that in this study, the two
measurements gave fairly consistent results in selecting the butterfly pea genotype that
was stable across three different years in Indonesia.

The results of the sustainability index (SI) analysis were presented in Table 4. Several re-
searchers revealed that a high SI value indicates the level of stability of a genotype [22,23,30].
The distribution of SI values was based on the opinion of Atta el al. (2009) [30], which stated
that the SI scores were divided into five groups; namely, very low, low, medium, high, and
very high. The estimated SI values of butterfly pea yields were in the range of 1.72% (very
low) to 83.08% (very high). The very low SI values were demonstrated by genotypes G32
(1.72%) and G33 (5.69%). One genotype had a low SI value (G4), three genotypes had a
medium SI value (G9, G27 and G35), twenty-seven genotypes had a high SI value, while
two genotypes had a very high SI value indicated by G31 ( 86.49%) and G34 (83.08%).
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The estimation of variance analysis in SI for butterfly pea yields revealed significant
differences in different environments (growing years), indicating genetic variability in the
genotypes tested. Genotype G31 recorded an average yield of 136.68 g with a very high SI
of 86.49%, indicating the best performance of this genotype (Table 5). The best performance
with a very high SI value can be considered an indication of the closeness between the
best performance and the average performance [41]. However, the G34 genotype showed
the opposite results, where the SI value was very high (83.08%), while the yield was low
(19.35 g). This showed that the result of SI in G34 show the level of yield stability only
(stable low yield). The next best genotypes with high yields and SI values close to 80%
were G2, G3, G5, G6, G7, G8, G10, G14, G15, G16, G17, G19, G20, G22, G23, G25, G28 and
G30. Several other genotypes, such as G29, had a high average yield (89.28 g; better than
the overall average) but had an SI value of 27.70%. Several other genotypes had a low
average yield with a high SI value (>60%). This indicated that the performance of these
genotypes were not consistent across different environments (growing years) or could have
better yield performance under favorable environmental conditions, while the other two
genotypes (G32 and G33) showed poor yield performance and adaptability. This was also
in line with the results of the ASV and GSI measurements in Table 4, which have very
low ratings (unstable and low results). In general, genotypes with high and very high SI
criteria with yield performance above the overall average indicated that these genotypes
were included in the ideal group (having high and stable yields). Several researchers also
reported selecting high-yielding and stable genotypes using SI, including rice [23] and
maize [24,25]. Thus, these results indicate that SI can be used to determine stable and
high-yielding genotypes.

Overall, each stability measurement identified a different stable genotype. Table 6
presented a comparison of stable genotypes based on various analyses. AMMI identified
11 stable genotypes (31.43%); GGE biplot, ASV and GSI, each identified six genotypes
(17.14%); SI identified 18 genotypes (51.43%). From the five measurements, there were three
genotypes selected by all measurements; namely, G2, G14 and G16 (Table 5). The three
genotypes had stable and high yields (more than the average) in three different growing
years, so they could be proposed as superior local genotypes of the butterfly pea.

5. Conclusions

The stable and high-yielding genotypes of the butterfly pea (Clitoria ternatea L.) in
Indonesia can be determined in this study. The yield and yield attributes of the butterfly
pea were influenced by GEIs, AMMI, ASV, GSI, GGE biplot and sustainability index (SI)-
selected genotypes G2, G14 and G16 as superior genotypes (stable and high-yielding), with
small responses to changes during the growing year. These three genotypes can be selected
as the superior genotypes of the butterfly pea for flower and seed production, and can be
used as material for crosses in plant-breeding prog. The stable and high-yielding genotypes
selected in this study should be broadly evaluated on-farm in order to disseminate for
growers in Indonesia.
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GEIs genotype by environment interactions

SI sustainability index

AMMI additive main effects and multiplicative interactions
GGE genotype plus genotype by environment interactions
ASV aMMI stability value

RASV rank of ASV

GSI genotype stability index

RGSI rank of GSI

IPCA interaction principal component axis

RY rank of yield

CcVv coefficient of variation

COVID-19 coronavirus disease 2019

FL flower length (cm)

FW flower width (cm)

CL calix length (cm)

SD standard deviation

Min Minimum value

Max Maximum value

References

1. Al-Snafi, A.E. Anticancer effects of Arabian medicinal plants (part 1)—A review. IOSR J. Pharm. 2017, 7, 63-102. [CrossRef]

2. von Rintelen, K.; Arida, E.; Hauser, C. A review of biodiversity-related issues and challenges in megadiverse Indonesia and other
Southeast Asian countries. Res. Ideas Outcomes 2017, 3, e20860. [CrossRef]

3. Ulimaz, T.A; Ustari, D.; Aziza, V.; Suganda, T.; Concibido, V.; Levita, ].; Kurniawan, A. Genetic diversity of Butterfly pea (Clitoria
ternatea) from Indonesia based on flower and yield component traits in two land conditions. J. AgroBiogen 2020, 16, 1-6. [CrossRef]

4. Permatasari, H.K.; Nurkolis, F.; Gunawan, W.B.; Yusuf, V.M.; Yusuf, M.; Kusuma, R.J.; Sabrina, N.; Muharram, ER.; Taslim, N.A.;
Mayulu, N.; et al. Modulation of gut microbiota and markers of metabolic syndrome in mice on cholesterol and fat enriched diet
by butterfly pea flower kombucha. Curr. Res. Food Sci. 2022, 5, 1251-1265. [CrossRef] [PubMed]

5. Karuniawan, A.; Ulimaz, T.A.; Ustari, D.; Concibido, V. Characterization of butterfly pea as a model of underutilized crop
management in Indonesia. In Boosting the Big Data of Plant with Digital Identifiers, 1st ed.; IAARD Press: Jakarta, Indonesia, 2020;
pp- 67-81.

6.  Hariadi, H.; Sunyoto, M.; Nurhadi, B.; Karuniawan, A. Comparison of phytochemical characteristics pigmen extract (Antosianin)
sweet purple potatoes powder (Ipomoea batatas L) and clitoria flower (Clitoria ternatea) as natural dye powder. ]. Pharmacogn.
Phytochem. 2018, 7, 3420-3429.

7. Oguis, G.K,; Gilding, E.K.; Jackson, M.A.; Craik, D.J. Butterfly pea (Clitoria ternatea), a cyclotide-bearing plant with applications in
agriculture and medicine. Front. Plant Sci. 2019, 10, 645. [CrossRef]

8. Mehla, J. Clitoria ternatea Linn : A herb with potential pharmacological activities: Future Prospects as therapeutic herbal medicine.
J. Pharmacol. Rep. 2018, 3, 1-8.

9.  Kshetrimayum, B. Medicinal Plants and Its Therapeutic Uses; OMICS International: Foster City, CA, USA, 2017; pp. 1-117.

10. Goh, S.E.; Kwong, PJ.; Ng, C.L.; Ng, W.].; Ee, K.Y. Antioxidant-rich Clitoria ternatea L. flower and its benefits in improving murine
reproductive performance. Food Sci. Technol. 2021, 2061, 1-7. [CrossRef]

11. Anthika, B.; Kusumocahyo, S.P.; Sutanto, H. Ultrasonic approach in Clitoria ternatea (Butterfly Pea) extraction in water and
extract sterilization by ultrafiltration for eye drop active ingredient. Procedia Chem. 2015, 16, 237-244. [CrossRef]

12.  Afrianto, W.F,; Tamnge, F.; Hasanah, L.N. Review: A relation between ethnobotany and bioprospecting of edible flower Butterfly
Pea (Clitoria ternatea) in Indonesia. Asian J. Ethnobiol. 2020, 3, 30202. [CrossRef]

13.  Aziza, V,; Ulimaz, T.A ; Ustari, D.; Suganda, T.; Concibido, V.; Irawan, B.; Karuniawan, A. Phenotypic diversity of double petal

butterfly pea from Indonesia and Thailand based on flower morphology. Al-Kauniyah J. Biol. 2021, 14, 78-89. [CrossRef]


http://doi.org/10.9790/3013-070401634102
http://doi.org/10.3897/rio.3.e20860
http://doi.org/10.21082/jbio.v16n1.2020.p1-6
http://doi.org/10.1016/j.crfs.2022.08.005
http://www.ncbi.nlm.nih.gov/pubmed/36046779
http://doi.org/10.3389/fpls.2019.00645
http://doi.org/10.1590/fst.25921
http://doi.org/10.1016/j.proche.2015.12.046
http://doi.org/10.13057/asianjethnobiol/y030202
http://doi.org/10.15408/kauniyah.v14i1.15558

Sustainability 2023, 15, 2459 13 of 14

14.

15.

16.

17.

18.

19.

20.

21.

22.

23.

24.

25.

26.

27.

28.

29.

30.

31.

32.

33.

34.

35.

36.

37.

38.

Adnan, A.A;; Diels, ].; Jibrin, ].M.; Kamara, A.Y.; Shaibu, A.S.; Craufurd, P.; Menkir, A. CERES-Maize model for simulating
genotype-by-environment interaction of maize and its stability in the dry and wet savannas of Nigeria. Field Crops Res. 2020, 253,
107826. [CrossRef]

Gonzélez-Barrios, P.; Diaz-Garcia, L.; Gutiérrez, L. Mega-environmental design: Using genotype x environment interaction to
optimize resources for cultivar testing. Crop Sci. 2019, 59, 1899-1915. [CrossRef]

Maulana, H.; Nafi’ah, H.H.; Solihin, E.; Ruswandji, D.; Arifin, M.; Amien, S.; Karuniawan, A. Combined stability analysis to select
stable and high yielding sweet potato genotypes in multi-environmental trials in West Java, Indonesia. Agric. Nat. Resour. 2022,
56,761-772. [CrossRef]

Andrade, M.I,; Naico, A.; Ricardo, J.; Eyzaguirre, R.; Makunde, G.S.; Ortiz, R.; Gruneberg, W.J. Genotype x environment
interaction and selection for drought adaptation in sweetpotato (Ipomoea batatas [L.] Lam.) in Mozambique. Euphytica 2016, 209,
261-280. [CrossRef]

Karuniawan, A.; Maulana, H.; Ustari, D.; Dewayani, S.; Solihin, E.; Solihin, M.A.; Amien, S.; Arifin, M. Yield stability analysis of
orange-Fleshed sweet potato in Indonesia using AMMI and GGE biplot. Heliyon 2021, 7, e06881. [CrossRef]

Ruswandji, D.; Syafii, M.; Maulana, H.; Ariyanti, M.; Indriani, N.P.; Yuwariah, Y. GGE biplot analysis for stability and adaptability
of maize hybrids in Western Region of Indonesia. Int. J. Agron. 2021, 2021, 2166022. [CrossRef]

Amien, S.; Maulana, H.; Ruswandi, D.; Nurjanah, S. Stevia (Stevia rebaudiana B.) genotypes assessment for leaf yield stability
through genotype by environment interactions, AMMI, and GGE biplot analysis. Sabrao J. Breed. Genet. 2022, 54, 767-779.
[CrossRef]

Gangwar, B.; Katyal, V.; Anand, K.V. Stability and efficiency of cropping systems in Chhattisgarh and Madhya Pradesh. Indian ].
Agric. Sci. 2004, 74, 521-528.

Tuteja, O.P. Comparative studies on stability parameters and sustainability index for selecting stable genotypes in upland cotton
(Gossypium hirsutum L.). Indian . Genet. Plant Breed. 2006, 66, 221-224.

Bose, L.K.; Jambhulkar, N.N.; Pande, K.; Singh, O.N. Use of AMMI and other stability statistics in the simultaneous selection of
rice genotypes for yield and stability under direct-seeded conditions. Chill. J. Agric. Res. 2014, 74, 3-9. [CrossRef]

Ruswandi, D.; Syafii, M.; Wicaksana, N.; Maulana, H.; Ariyanti, M.; Indriani, N.P; Suryadi, E.; Supriatna, J. Evaluation of High
Yielding Maize Hybrids Based on Combined Stability Analysis, Sustainability Index, and GGE Biplot. Biomed Res. Int. 2022, 2022,
3963850. [CrossRef] [PubMed]

Wicaksana, N.; Maulana, H.; Yuwariah, Y.; Ismail, A.; Ruswandi, Y.A.R.; Ruswandi, D. Selection of high yield and stable maize
hybrids in mega-environments of Java island, Indonesia. Agronomy 2022, 12, 2923. [CrossRef]

Gauch, H.G. A Simple Protocol for AMMI Analysis of Yield Trials. Crop Sci. 2013, 53, 1860-1869. [CrossRef]

Suwarno, W.B.; Sobir Aswidinnoor, H.; Syukur, M. PBSTAT: A web-based statistical analysis software for participatory plant
breeding. In Proceedings of the 3rd International Conference on Mathematics and Statistics, Bogor, Indonesia, 5-6 August 2008;
pp. 852-858.

Purchase, ].L.; Hatting, H.; van Deventer, C.S. Genotype x environment interaction of winter wheat (Triticum aestivum L.) in
South Africa : II. Stability analysis of yield performance. S. Afr. J. Plant Soil 2000, 17, 101-107. [CrossRef]

Yan, W.; Tinker, N.A. Biplot analysis of multi-environment trial data : Principles and applications. Can. J. Plant Sci. 2006, 86,
623-645. [CrossRef]

Atta, B.M,; Shah, TM.; Abbas, G.; Hag, M.A. Genotype x environment interaction for seed yield in kabuli chickpea (Cicer arietinum
L.) genotypes developed through mutation breeding. Pak. ]. Bot. 2009, 41, 1883-1890.

Ngailo, S.; Shimelis, H.; Sibiya, ].; Mtunda, K.; Mashilo, J. Genotype-by-environment interaction of newly-developed sweet potato
genotypes for storage root yield, yield-related traits and resistance to sweet potato virus disease. Heliyon 2019, 5, 1-23. [CrossRef]
Ruswandi, D.; Azizah, E.; Maulana, H.; Ariyanti, M.; Nuraini, A. Selection of high-yield maize hybrid under different cropping
systems based on stability and adaptability parameters. Open Agric. 2022, 7, 161-170. [CrossRef]

Katsenios, N.; Sparangis, P.; Chanioti, S.; Giannoglou, M.; Leonidakis, D.; Christopoulos, M.V.; Katsaros, G.; Efthimiadou,
A. Genotype x environment interaction of yield and grain quality traits of maize hybrids in Greece. Agronomy 2021, 11, 357.
[CrossRef]

Vaezi, B.; Pour-Aboughadareh, A.; Mohammadi, R.; Mehraban, A.; Pour-Hossein, T.; Koohkan, E.; Gasemi, S.; Moradkhani, H.;
Siddique, K.H.M. Integrating different stability models to investigate genotype x environment interactions and identify stable
and high-yielding barley genotypes. Euphytica 2019, 215, 63. [CrossRef]

Wijaya, A.A.; Maulana, H.; Susanto, G.W.A.; Sumardi, D.; Suseno, A.; Ruswandji, D.; Karuniawan, A. Grain yield stability of black
soybean lines across three agroecosystems in West Java, Indonesia. Open Agric. 2022, 7, 749-763. [CrossRef]

Susanto, G.W.A.; Maulana, H.; Putri, PH.; Purwaningrahayu, R.D.; Wijaya, A.A.; Sekti, B.A.; Karuniawan, A. Stability analysis to
select the stable and high yielding of black soybean (Glycine max (L.) Merril ) in Indonesia. Int. ]. Agron. 2023, 2023, 7255444.
[CrossRef]

Tolorunse, K.D.; Gana, A.S.; Bala, A.; Sangodele, E.A. Yield stability studies of soybean (Glycine max (L.) Merrill) under rhizobia
inoculation in the savanna region of Nigeria. Plant Breed. 2018, 137, 262-270. [CrossRef]

Mustamu, Y.A ; Tjintokohadi, K.; Gruneberg, W.J.; Karuniawan, A.; Ruswandi, D. Selection of superior genotype of sweet-potato
in Indonesia based on stability and adaptability. Chil. J. Agric. Res. 2018, 78, 461-469. [CrossRef]


http://doi.org/10.1016/j.fcr.2020.107826
http://doi.org/10.2135/cropsci2018.11.0692
http://doi.org/10.34044/j.anres.2022.56.4.10
http://doi.org/10.1007/s10681-016-1684-4
http://doi.org/10.1016/j.heliyon.2021.e06881
http://doi.org/10.1155/2021/2166022
http://doi.org/10.54910/sabrao2022.54.4.8
http://doi.org/10.4067/S0718-58392014000100001
http://doi.org/10.1155/2022/3963850
http://www.ncbi.nlm.nih.gov/pubmed/35924265
http://doi.org/10.3390/agronomy12122923
http://doi.org/10.2135/cropsci2013.04.0241
http://doi.org/10.1080/02571862.2000.10634878
http://doi.org/10.4141/P05-169
http://doi.org/10.1016/j.heliyon.2019.e01448
http://doi.org/10.1515/opag-2022-0073
http://doi.org/10.3390/agronomy11020357
http://doi.org/10.1007/s10681-019-2386-5
http://doi.org/10.1515/opag-2022-0137
http://doi.org/10.1155/2023/7255444
http://doi.org/10.1111/pbr.12583
http://doi.org/10.4067/S0718-58392018000400461

Sustainability 2023, 15, 2459 14 of 14

39. Zhang, PP; Song, H.; Ke, X.W.; Jin, X.J.; Yin, L.H.; Liu, Y,; Qu, Y.; Su, W.; Feng, N.J.; Zheng, D.F,; et al. GGE biplot analysis of yield
stability and test location representativeness in proso millet (Panicum miliaceum L.) genotypes. |. Integr. Agric. 2016, 15, 1218-1227.
[CrossRef]

40. Maulana, H.; Dewayani, S.; Solihin, M.A.; Arifin, M.; Amien, S.; Karuniawan, A. Yield stability dataset of new orange fleshed
sweet potato (Ipomoea batatas L. (lam)) genotypes in West Java, Indonesia. Data Br. 2020, 32, 106297. [CrossRef]

41. Verma, SK; Tuteja, O.P; Monga, D. Studies on stability parameters and sustainability index for selecting stable genotypes in
Asiatic cotton (Gossypium arboreum). Indian ]. Agric. Sci. 2013, 83, 1377-1380.

Disclaimer/Publisher’s Note: The statements, opinions and data contained in all publications are solely those of the individual
author(s) and contributor(s) and not of MDPI and/or the editor(s). MDPI and/or the editor(s) disclaim responsibility for any injury to
people or property resulting from any ideas, methods, instructions or products referred to in the content.


http://doi.org/10.1016/S2095-3119(15)61157-1
http://doi.org/10.1016/j.dib.2020.106297

	Introduction 
	Materials and Methods 
	Plant Materials 
	Field Experiments and Data Collection 
	Statistical Analysis 

	Results 
	GEIs Estimation of the Yield and Yield Attributes of the Butterfly Pea Genotypes 
	Yield Stability Using AMMI and GGE Biplot 
	Yield Stability of Butterfly Pea using AMMI Stability Value (ASV) and Genotype Stability Index (GSI) 
	Sustainability Index (SI) on Yield of Butterfly Pea Genotypes 

	Discussion 
	Conclusions 
	References

