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Abstract: In the globalized world, one significant challenge for organizations is minimizing risk
by building resilient supply chains (SCs). This is important to achieve a competitive advantage
in an unpredictable and ever-changing environment. However, the key enablers of such resilient
and sustainable supply chain management are less explored in construction projects. Therefore,
the present research aims to determine the causality among the crucial drivers of resilient and
sustainable supply chain management (RSSCM) in construction projects. Based on the literature
review, 12 enablers of RSSCM were shortlisted. Using the systems thinking (ST) approach, this article
portrays the interrelation between the 12 shortlisted resilience enablers crucial for sustainability in
construction projects. The causality and interrelationships among identified enablers in the developed
causal loop diagram (CLD) show their dynamic interactions and impacts within the RSSCM system.
Based on the results of this study, agility, information sharing, strategic risk planning, corporate social
responsibility, and visibility are the key enablers for the RSSCM. The findings of this research will
enable the construction managers to compare different SCs while understanding how supply chain
characteristics increase or decrease the durability and ultimately affect the exposure to risk in the
construction SCs.

Keywords: causal loop diagram; construction management; resilient supply chain; sustainable
supply chain; supply chain management; systems thinking

1. Introduction

A supply chain (SC) consists of a network of organizations involved in different
processes and activities for delivering services to users. An SC produces value through
upstream and downstream linkages in products and services delivered to the end-user [1].
Thus, an SC consists of several entities: upstream (supply), downstream (distribution), and
the final consumer [2]. In line with the global sustainability drive, academic researchers
have recently focused on designing sustainable SC (SSC) networks. Such SSCs can poten-
tially impact the efficiency of the global SCs [3,4]. A balance between economic, social,
and environmental factors has become increasingly crucial for SSCs as consumers demand
sustainable products [4-7]. However, as world businesses have become intensely com-
petitive and unpredictable, sustainability in the SC is often threatened [8]. Unforeseen
circumstances frequently disrupt businesses and their SC, questioning the continuity of
the SC [9,10]. Sustainability is hard to achieve when there are persistent SC disruptions.
Therefore, to achieve reliable SSCs, the resilience capabilities of the organizations must be
developed and improved. Thus, it is essential to investigate whether the SCs need resilience
to be sustainable [11,12].
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While the terms SC and sustainability have been explored by various researchers,
resilient and sustainable supply chain management (RSSCM) has not been explored holis-
tically. Resilience in supply chains is the ability to anticipate and withstand disruptions,
respond to them, and effectively recover from disruptions [13]. RSSCM is defined as
the management of resources toward satisfying stakeholder expectations to create high
resilience and sustainability in an organization’s supply chain [14]. The literature on sus-
tainable supply chain management (SSCM) and SC resilience highlight that no systematic
study has been performed to date that incorporates SC resilience and sustainability, partic-
ularly in developing countries [15]. This is in line with the general dearth of research in
such countries [16,17].

Nevertheless, among the relevant studies, Pettit et al. [18] mentioned that SC resilience
is a prerequisite for SC sustainability that increases system complexity. Chowdhury et al. [19]
emphasized the development of the systems thinking (ST) approach to address the in-
creasing complexity. ST is the ability to see the world as a dynamic system; everything is
related to everything else, and an individual item may not be achieved in isolation [20-22].
Accordingly, RSSCM cannot be achieved independently, and a holistic assessment of the
system is needed. This presents a gap in the existing literature that is targeted in the current
study. The elementary idea of this research is to demonstrate the relationship between SC
resilience and SC sustainability through the causal loop diagram (CLD). The developed
CLD considers the RSSCM a holistic system and comprises its key enablers and linkages.
Based on the above, this paper has the following objectives:

To identify the key resilience enablers for sustainable SCs.

To determine the causality among the identified key resilience enablers for sustainable SCs.

To achieve these objectives, this study uses the ST approach, a holistic method focused
on the interrelationship of the constituent parts of a system and addressing the inherent
complexity. ST is a conceptual problem-solving methodology that considers issues in their
entirety (at the systems level). The findings of this study will help achieve a competitive
advantage in an unpredictable construction environment where change is imperative.
Moreover, this will lower the organizational risk by enabling real-time insights into all
operations across the SC networks.

It is expected that the construction organizations would be empowered to optimize
and adjust their processes and logistics and move towards an RSSCM. Further, the results
of this study will help make SCs more resilient and sustainable, resulting in lower costs,
enhanced manufacturing efficiency and flexibility, and consequently higher profits for
construction organizations. The associated RSSCM can handle disruptive events, respond
quickly, and resume normal operations after the disruption. This study is a novel attempt
to determine the causality among the identified enablers of resilience in SCs using the ST
approach. It utilizes Vensim® for developing the CLDs of RSSCM in developing economies.

The paper is organized as follows. Firstly, the background and introduction are
presented in Section 1. Secondly, in the Section 2, SSCM and resilient SC management
are presented, followed by RSSCM and ST approaches. In this step, the key enablers of
resilience in developing countries’ sustainable construction SCs are identified. Thirdly, the
Section 3 is described, articulating the data collection and data analysis process. In the
Section 4, findings and outcomes are deliberated, and a CLD is developed. Finally, the
paper is concluded, and limitations, recommendations, and directions for further research
are presented.

2. Literature Review
2.1. Sustainable Supply Chain Management (SSCM)

An SC is a network that connects all the people, organizations, resources, and activities
involved in producing and distributing a product [2]. It encompasses everything from
delivering source materials from the supplier to the manufacturer and eventual delivery
to the end-user [1]. It is the process of managing how goods and services evolve from
concept to finished product [3]. Modern SCs are complicated systems where various
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players work together in distinct steps to deliver various products to customers [23]. In
order to decrease the uncertainties and disruption risks and increase the SCs’ resilience and
flexibility, independent businesses must collaborate [24]. SCM encompasses all aspects of
an organization’s operation integrated into one system [4].

SSCM includes all three pillars of sustainability, i.e., environmental, social, and fi-
nancial, throughout the production lifecycle. The lifecycle includes product design and
production to material sourcing, processing, packaging, shipping, warehousing, distri-
bution, consumption, return, and disposal [25,26]. The SSCM effectively and efficiently
manages interrelated environmental, social, and economic aspects in the global supply
chains [27]. In sustainable SCs, the participants must meet environmental, economic,
and social requirements [28]. The assumption is that competition would be preserved by
fulfilling consumer demands and associated economic criteria.

SSCM has gained significant recognition with a surge in scholarly publications over
the past few years. Such sustainable SCs lead to Value Management (VM) [29]. Value
engineering (VE) or VM is a systematic process to increase the value of a product. Itis a
strategy that examines and optimizes the function of each item and its associated cost to
increase the value of the project or product [30]. When it comes to construction projects,
VE can be very beneficial. Using VE early in the project can save time and money in the
long run, resulting in a higher return on investment and more cost savings. VE encourages
substituting less expensive materials and technologies without affecting the product’s
functionality. VE helps improve the performance of construction SCs by cutting costs
through supply chain integration while maintaining a high quality of service, thus making
them more sustainable [31].

In the SCM, the social aspect of sustainability has been less addressed than the envi-
ronmental and economic dimensions [32]. SC sustainability aims to include environmental,
economic, and social efforts into traditional, cost-oriented SCM strategies [3,24]. A sustain-
able SC is described as an interaction among organizations in an SC that provides holistic
environmental and social benefits to all SC partners [33,34]. It encompasses businesses’ at-
tempts to address the environmental and human impact of their products’ path throughout
the SCs, i.e., from raw material sourcing to production, storage, and delivery [32,35].

2.2. Resilient Supply Chain Management

Resilience is the supply chain’s adaptive capability to plan for unanticipated events
and respond to and recover from disruptions by maintaining operational stability at the
optimal level of connectivity and control over the structure and function [36,37]. Resilience,
in simpler terms, is the ability to recover from adversity [37]. A resilient SC can withstand
or avoid the consequences of an SC disruption and recover from one quickly. Resilience is
at the core of current thinking regarding SCM [38,39].

A resilient SC can resist or prevent the consequences of an SC disruption and recover
from it in an economical and timely manner [40]. Resilience has always been a key factor
in ensuring organizational success. Supply chain resilience no longer refers solely to risk
management [37]. It is now recognized that managing risk encompasses being better
positioned than competitors to deal with disruptions in the SCs. Further resilient SCs
provide an advantage to organizations through competitive gains [39].

It is necessary to consider the measurement of resilience to build a resilient system. The
level of resilience needed by the system is context-dependent [40]. SC resilience is impacted
by the antecedents of capability, vulnerability, SC orientation, and SC design [41,42]. SC
disruptions are unexpected events interrupting the usual operation and flow between the
SC players: products, components, and materials [43]. Disruptions in SCs are characterized
by a high degree of uncertainty that may occur from several sources, such as physical haz-
ards, personal events, information disruptions, environmental disasters, acts of terrorism,
and political upheaval [44].

Organizations are more likely to experience a wide range of unforeseen vulnerabili-
ties, producing minor to large disruptions throughout their SCs [45]. Accordingly, these
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organizations must recognize and focus on their inherent component of the SC, while
policymakers should reevaluate methods for making global SCs more resilient [46]. For
example, digital technologies have disrupted the construction industry and associated
fields [47,48]. Accordingly, construction managers have been focused on creating more
resilient SCs to mitigate the effects of disruptions [45]. A resilient SC can tackle the ad-
verse effects of disturbances and substantially reduce the recovery period necessary for
construction organizations to return to normal operation [46].

2.3. Resilient Sustainable Supply Chain Management (RSSCM)

RSSCM is the management of resources to meet the needs of stakeholders to attain
high resilience and sustainability in the SC [49,50]. Risk management is a key feature of
RSSCM. According to Kamalahmadi and Parast [46], SC resilience is a core element of SC
management that helps quicker recovery from disruptions. Various methodologies are
used to achieve RSSCM. These include Transaction Cost Analysis, Network Perspective,
Total Quality Management, and the ST approach [51,52].

At the strategic network design stage, there are linkages between SC resilience and
sustainability performance [53]. Fahimnia and Jabbarzadeh [54] elucidate how variations
in the resilience level affect the economic, environmental, and social sustainability of an
SC. Similarly, the simulation-based model suggested by Ivanov [55] shows how sustain-
ability factors can be linked to SC resilience in multiple ways. Jabbarzadeh et al. [53]
considered a situation in which the aims of sustainability and resilience are in contradic-
tion. Nevertheless, facility protection must simultaneously promote sustainability and
resilience [56].

Based on the key concepts of SCM and RSSCM in construction projects, the current
paper sheds light on the key enablers of resilience in SSCM. The focus is on RSSCM in the
construction industries of developing countries.

3. Research Methodology

Research methodology defines how research is to be carried out to achieve its objec-
tives [57]. Accordingly, this research has been divided into three stages to achieve the prede-
fined objectives, as presented in Figure 1, below. These stages are subsequently explained.

[ Stage 3 ][ Stage 2 ]l Stage 1 ]
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[ Research gap H statement

Literature Review I I

Research
objectives
v

Ranking of
enablers

Primary survey Content analysis Ide?‘?ﬁcau‘m of key
resilience enablers

L 4

5 . Conclusions and
P Influence Matrix Causal loop diagram
| Expert opinion | [ ] [ e ] 2 [ Recommendations ]

Figure 1. Methodology chart.

3.1. Stage 1: Initial Study

The first stage of the method of the current study comprises the initial study. The
initial study was conducted to identify the research gap, draft the problem statement,
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and formulate the research objectives of the current study. Then, a detailed literature
review was conducted to identify the key resilience enablers for sustainable SCs. Following
recent studies, the four major databases selected for paper collection include Science Direct,
Scopus, Web of Science, and IEEE Xplore [58,59]. The inclusion and exclusion criteria
of the referred study were adopted to ensure that the literature review was exhaustive
and comprehensive.

3.2. Stage 2: Factors Shortlisting

The second stage of the current study method deals with the shortlisting of key
RSSCM factors. Due to the literature review, key resilience enablers for sustainable SCs
were identified. A total of 55 articles were scrutinized using the keywords “enablers
of resilient construction supply chain” and “enablers of sustainable construction supply
chains”. The keywords were joined using boolean operators “AND” or “OR”, resulting in
a total of 26 relevant articles. Initially, 32 enablers were identified from 26 papers published
in the last decade that focused on SCs in developing countries. The identified enablers
include top management support, adaptability, agility, transparency, leadership, tenacity,
resource efficiency, and others, as shown in Table 1.

A quantitative number was assigned to each enabler according to its influence (high
as 5, medium as 3, and low as 1) following Rasul et al. [60]. This led to calculating the
literature score (LS) using Equation 1, where W is the product of frequency (repetition
of enablers in papers) and assigned impact score (5,3,1) following the referred study. A
is the highest possible score, and N is the total number of papers considered for enabler
identification [60]. The scores are normalized to have a uniform scale.

Normalization is the process of converting values measured on various scales to a
theoretically common scale (out of 1). It is a data-shifting and rescaling technique in which
data points are shifted and rescaled till they are in the 0 to 1 range. Normalization is
required to ensure that the data directly related to the database is considered. Further, each
data field contains only one data element, which removes redundant (unnecessary) data.
The normalized literature score (NLS) was computed by dividing each enabler’s LS by the
sum of the literature scores, as shown in Equation 2. The identified 32 enablers from the
literature, along with references and the respective NLS, are shown in Table 1.

RII= () W)/(AxN) (1)

NLS = (LS)/(Y_LS) @)

A primary survey was conducted to calculate the field scores with a response rate
of 106. The final ranking of enablers was based on the combined field and literature data
score, with a weightage of 60/40 (60 percent of the respondent’s normalized score and
40% of the literature’s normalized score). Factors having a 50% impact score were then
shortlisted [16,61].

Statistical tools are used to check the reliability of the data. The IBM® SPSS® Statistics
software platform is a robust statistical software platform. This software is one of the
most widely used statistical packages, capable of handling and analyzing large amounts of
data [4,60]. Accordingly, it was used to check the normality and reliability of the data in the
current study by applying basic statistical tests (Cronbach’s alpha). The threshold value for
Cronbach’s alpha is 0.7. Any value of the data above 0.7 shows its reliability. A Cronbach
alpha value of 0.92 was obtained in this study, showing that the data are highly reliable
for further analysis [4]. Table 1 represents the collective NLS and ranks of the 32 enablers.
Moreover, the classification categories of the papers are also elaborated in Table 1, where
“S” represents the classification of the factors into the category of “sustainability” and “R”
represents the “resilience” category.
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Table 1. Enablers identification via the literature review.

Sr.# Enablers References Category NLS Sr.# Enablers References Category NLS
1 Top Management Support [62-66] S 0.035 17 Information Security [43,62,63,65,67,68] S 0.025
2 Adaptability [11,18,62,67,69,70] R,S 0.042 18 Strategic Risk Planning [18,43,62,64,67,68,71,72] S 0.034
3 Visibility [11,18,43,62,66,67,69-75] RS 0.106 19 Corporate Social [43,67,72] S 0.035

esponsibility
4 Health [18,62] S 0.014 20 Contingency Planning [43,62,65,66,71,76] S,R 0.030
5 Compatibility [49,62-66,69] S 0.056 21 Safety Stock [62,69,73,76] S, R 0.035
6 Quality Awareness [77] R 0.007 22 Flexible Transportation [43,49,62,68,69,71,73] S, R 0.030
7 Responsiveness [76,77] R 0.014 23 Resource Efficiency [49,63,68,72] S 0.013
8 Technological Capability [70,77] R 0.021 24 Transparency [49,65,68,72] S 0.014
9 Agility [63,66,67,69-72,77,78] S,R 0.092 25 Self-Regulation [75,78] S 0.013
10 Supply Chain Security [64,69] 0.021 26 Market Sensitivity [66,68,70,71] R,S 0.021
11 Collaboration [18,43,49,62,65-67,69-71,79] R,S 0.092 27 Tenacity [73] R 0.007
12 Swift Trust [11,64,66,67,70,71] R,S 0.030 28 Leadership [66,71,79] S 0.021
13 Risk and Revenue Sharing [67,70] R,S 0.014 29 Just in Time [73,76,77] R,S 0.035
14 Information Sharing [11,43,64,65,67,70,71,73,79] R,S 0.085 30 Proper Scheduling [64] S 0.001
15 Flexible Structure [62,63,67,69-71,73,76] R,S 0.034 31 Composure [71] S 0.007
16 Risk Management Culture [67,70] R,S 0.014 32 Reasoning [62,78] S 0.003
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3.3. Stage 3: Systems Thinking Approach

The third stage of the current study method deals with the ST approach. ST is a cogni-
tive endeavor that is more systematic, abstract, and planned [80]. Although the hierarchical
thinking process is complex, not all processes and cognition are always complicated [20].
ST is a conceptual problem-solving methodology that considers issues in their entirety
rather than dealing with them individually [81]. A CLD is used to ascertain the relationship
between variables and balance and reinforce feedback loops in a complex environment [82].
Polarities are assigned to the loops to show their reinforcing or balancing impact. Polarities
within links merely anticipate what will happen if something changes and do not demon-
strate how variables behave [21,83]. The polarity of a variable is determined by tracing its
effects as they propagate around the loop [80].

The ST approach focuses on how the integral parts of a system interact and operate
over time in complex networks. Accordingly, it has been used in this research to deal with
the complexities of the RSSCM. The ST approach would make it easier for SC managers to
overcome disruptions and vulnerabilities and build an RSSCM. The global business has
become increasingly volatile, and uncertainties frequently interrupt the functions of the
SC. Accordingly, SC managers can use ST to get ideas about disruption mitigation [21].
Furthermore, managers can know the association amongst different variables in the CLD,
how the variables are linked, and the antecedents via the ST approach.

In this stage of the study, expert opinion was acquired to determine the polarity and
interrelationships among the enablers, which resulted in the development of an influence
matrix. Stella Professional, AnyLogic, Vensim ®PLE, and iThink are some of the software
packages used to design CLDs and associated system dynamics models. This research
utilized Vensim® PLE for CLD development based upon the shortlisted enabler’s interrela-
tionships. This is because Vensim® is the most powerful package in terms of computing
speed, capabilities, and flexibility [58]. In terms of capacity, performance, and functionality,
Vensim® PLE is unrivaled. The optimization possibilities are powerful and the simulation
speed is rapid. Thus, it has been used to develop the CLDs that represent the causality
among the key enablers of RSSCM. The CLD provides a snapshot of all the important
relationships in the RSSCM system [82]. In addition, it visualizes key variables and their
relationships, composed of balancing and reinforcing loops [83,84].

3.4. Data Collection and Analysis
Demographics of Primary Survey Respondents

After the content analysis, a primary survey was conducted to shortlist the key
resilience enablers. Due to the lack of research on developing economies, these coun-
tries were identified following Samans et al. [85]. The questionnaire was floated to over
2000 respondents via LinkedIn®, ResearchGate®, Facebook®, and organizational emails. A
total of 106 responses were received, including those from Pakistan (37%), South Africa
(14%), Malaysia (9%), Turkey (8%), UAE (7%), India (6%), Saudi Arabia (5%), Iran (4%), and
from other developing countries (10%), as shown in Figure 2. The respondents’ profiles are
shown in Table 2 below.

As shown in Table 2, 12% of respondents had 0-1 year of experience, 9% had 2-5, 18%
had 6-10, 10% had 11-15, 7% had 16-20, and 24% had experience of more than 20 years.
Regarding qualification, 6% of respondents were diploma holders, 52% had a graduate
degree, 36% had a post-graduate degree, and 6% were Ph.D. holders. In addition, 33% of
respondents were from the government sector, whereas 53% and 14% were from private
and semi-government sectors. To check the level of knowledge of the respondents about the
understanding of the topic, respondents were asked to rank their level of knowledge of the
topic as no understanding at all, slight, moderate, and high, respectively. Accordingly, 55%
of the respondents had a moderate level of knowledge about RSSCM, 28% of respondents
had a high level of knowledge, and 17% had slight to no knowledge of the research topic.
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Figure 2. Regional distribution of respondents.

Table 2. Frequency distribution of responses.

Profile Frequency Percentage
Total responses = 106
Job title
CEO 4 4%
Construction Manager 5 5%
Assistant Manager 14 13%
Site Manager 11 10%
Architect/Designer 7 7%
Planning Engineer 14 13%
Project Manager 16 15%
Project Director 10 9%
Academician 12 12%
Others 13 12%
Years of Professional Experience
0-1 13 12%
2-5 31 29%
6-10 19 18%
11-15 11 10%
16-20 7 7%
>20 25 24%
Education
Diploma Holder 6 6%
Graduation 55 52%
Post-Graduation 39 36%
PhD 6 6%
Organization type
Government 35 33%
Semi-Government 15 14%
Private 56 53%
Understanding of resilience and risk management in supply chains

No understanding at all 8 8%
Slight 10 9%
Moderate 58 55%
High 30 28%
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4. Results and Discussions
4.1. Factors Shortlisting

Table 3 represents the collective scores and ranks of the 32 enablers. The normalized
literature score (40%) and normalized field score (60%) were selected to calculate the
collective score to rank the enablers. After arranging factors in descending order with
respect to their collective score, enablers with a cumulative percentage normalized score
up to 51 percent were shortlisted for further analysis.

Table 3. Ranking via collective score.

Normalized Normalized Collecti
Sr.No Enablers Literature Field Score osco.:)crelve Rank
Score (40%) (60%)

1 Top Management 0.014 0.023 0.038 6
Support

2 Adaptability 0.017 0.019 0.036 8

3 Visibility 0.042 0.019 0.061 1

4 Health 0.006 0.023 0.029 15

5 Compatibility 0.023 0.019 0.041 5

6 Quality Awareness 0.003 0.023 0.026 21

7 Responsiveness 0.006 0.023 0.029 17

8 Technological 0.008 0.019 0.027 20

Capability

9 Agility 0.037 0.023 0.060 2

10 Supply Chain 0.008 0.019 0.027 19
Security

11 Collaboration 0.037 0.019 0.055 3

12 Swift Trust 0.012 0.019 0.031 13

13 Risk and Revenue 0.006 0.019 0.024 22
Sharing

14 Information 0.034 0.019 0.053 4
Sharing

15 Flexible Structure 0.014 0.019 0.032 11

Risk Management

16 0.006 0.019 0.024 23
Culture

17 Information 0.010 0.014 0.024 24
Security

18 Strategic Risk 0.014 0.019 0.032 10
Planning

19 Corporate Social 0.014 0.019 0.033 9

Responsibility

20 Contingency 0.012 0.019 0.031 15
Planning

21 Safety Stock 0.014 0.014 0.028 18

22 Flexible 0.012 0.019 0.031 14

Transportation

23 Resource 0.005 0.019 0.024 25
Efficiency

24 Transparency 0.006 0.019 0.024 26

25 Self-Regulation 0.005 0.019 0.024 27

26 Market Sensitivity 0.008 0.014 0.023 28

27 Tenacity 0.003 0.019 0.022 29

28 Leadership 0.008 0.023 0.032 12

29 Just in Time 0.014 0.023 0.038 7

30 Proper Scheduling 0.001 0.019 0.019 30

31 Composure 0.003 0.009 0.012 31

32 Reasoning 0.001 0.009 0.011 32

A Pareto Chart was used in this study to show the cut-off point for key enablers, as
shown in Figure 3. It is a bar graph showing the variables and their ordered percentages.
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In addition, it shows the ordered frequency counts of values for the different levels of a
variable [86]. A Pareto chart aims to separate the significant aspects of a problem from the
trivial ones [4]. In this case, the cut-off point for variable selection was set at 51 percent for
cumulative normalized scores [4,86]. The total number of elements under this score was 12,
identified as the key enablers. These include visibility, agility, collaboration, information
sharing, compatibility, top management support, just in time, adaptability, corporate
social responsibility, flexible structure, strategic risk planning, and leadership. The x-
axis of Figure 3 represents the variables, and the y-axis displays the combined score and
cumulative percentages of the enablers obtained from Table 3.

100%

90%
80%
70%
60%
50%
40%
30%
20%
10%

0%

Pareto Chart

1.00
0.90
0.80
0.70
0.60
___________ 0.50
0.40
0.30
0.20
0.10

Resilience enablers

mmmm Combined Score — e====Cumulative Percentage

Figure 3. Shortlisting of enablers using 50% impact.

4.2. Influence Matrix

The Influence Matrix (IM) for the CLD was developed based on expert opinion. The
IM shows interrelationships and polarities of influence (positive or negative) among the
variables. In this case, IM shows 16 relationships among 12 enablers where a value of
+1 indicates a direct relationship and —1 indicates an indirect relationship, as shown in
Figure 4.

Code E1 E2 E3 E4 ES E6 E7 E8 E9 E10 El11 E12

E1l 1 1
E2
E3
E4
ES
E6
E7
E8
E9
E10
E11
E12

El: Visibility; E2: Agility; E3: Collaboration; E4: Information Sharing;
ES: Compatibility E6: Top Management Support; E7: Just in Time;

E8: Adaptability; E9: Corporate Social Responsibility E10: Flexible Structure;
E11: Strategic Risk Planning; E12: Leadership

Figure 4. Influence matrix.



Sustainability 2022, 14, 11815

11 of 19

4.3. Causal Loop Diagram (CLD)

The CLD was constructed to show the loops, polarities, and images of variables.
Vensim® was used for the construction of the CLD. A total of 16 substantial interrelation-
ships were addressed by the CLD, of which one was indirect and the other 15 were direct
in terms of polarity. The CLD was developed based on the opinions of 15 construction
personnel with over 20 years of experience in developing countries. In addition, a wider
experience of the respondents helped confirm the CLDs’ significance and applicability to
the construction industry. Figure 5 is a consolidated CLD developed in the current study. It
comprises five loops, i.e., four reinforcing and one balancing loop. The explanation of each
loop is given below.

ﬂ . 3
adaptability P just in time +_agility
) @ @ collaboratio

flexible structure
/ compatll(\

strategic risk information
planning \mblllt\ sharing
con‘poxatem

responsibility leadership

\top management
support

Figure 5. Causal loop diagram.

4.3.1. Reinforcing Loop R1

Reinforcing loop R1 demonstrates that an increase in visibility increases compatibility,
leading to increased information sharing. Furthermore, an increase in information sharing
promotes collaboration, which increases agility. This further increases visibility, as shown
in Figure 6. Hence, this loop clarifies that if there is a visible SC, there would be a more
amicable relationship among SC partners, leading to information sharing and cooperation,
and ultimately the SC would be faster and more resilient.

PR

agility collaboration

(& :
visibility * information
sharing

compatlblllty

Figure 6. Reinforcing loop R1.
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4.3.2. Reinforcing Loop R2

R2, as presented in Figure 7, illustrates that an increase in visibility leads to an increase
in SC compatibility. Furthermore, this increase leads to increased information sharing that
promotes visibility. This loop elucidates that a more visible SC will lead to an amicable
relationship among the partners and more information sharing.

+
compatibility

—

RO information
visibility o sharing

Figure 7. Reinforcing loop R2.

4.3.3. Reinforcing Loop R3

Reinforcing loop R3 shows that increased visibility promotes leadership, leading
to increased corporate social responsibility. This, in turn, promotes top management
support, leading to increased information sharing, which again leads to increased visibility,
as displayed in Figure 8. This loop explains how leadership reinforces corporate social
responsibility and top management support and leads to a more visible SC with increased
information sharing among the SC partners.

/— visibility
/\eadershlp \

corporate social information
responsibility sharing
\; top management /
support

Figure 8. Reinforcing loop R3.

4.3.4. Reinforcing Loop R4

Reinforcing loop R4 illustrates that increased visibility promotes leadership, increasing
corporate social responsibility and strategic risk planning. An increase in strategic risk
planning promotes a flexible structure that leads to a just-in-time approach. This, in turn,
promotes agility, which will increase visibility, as shown in Figure 9. This loop clarifies
that when leadership reinforces corporate social responsibility, there would be a flexible SC
structure leading to a just-in-time approach that will make the SC faster and more visible.
This is due to the strategic risk planning process.
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just in time\
+
' agility
flexible structure
+
+
Jstrategic risk visibility
planning
+
+
corporate social .
responsibility + leadership

Figure 9. Reinforcing loop R4.

4.3.5. Balancing Loop B1

Balancing loop B1 depicts that an increase in strategic risk planning leads to decreased
adaptability, leading to a decrease in agility. A decrease in agility leads to a decrease in
visibility which decreases leadership. A decrease in leadership will decrease corporate
social responsibility, leading to a decrease in strategic risk planning, as shown in Figure 10.
This loop explains the balancing effect of strategic risk planning on adaptability.

adaptabilit;’—\

agility

strategic risk

lannin >
P 4 Bl
. visibility
corporate social +
l-esponsmllUdership

Figure 10. Balancing loop B1.

4.4. Loop Analysis

The magnitude and speed of influence on system outputs serves as a thorough criterion
for loop classification [14,71]. Table 4 summarizes the results for each feedback loop. It
predicts the speed, strength, and nature of the influence of the loop [87]. The four reinforcing
loops, R1, R2, R3, and R4, have a strong influence with a low speed. This indicates that
these loops hold great potential but will take time and be long-lasting.
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Table 4. Overall loop analysis results.
Loop Speed of Influence Strength of Influence Nature of Influence

R1 Slow Strong Reinforcing
R2 Slow Strong Reinforcing
R3 Slow Strong Reinforcing
R4 Slow Strong Reinforcing
B1 Fast Strong Balancing

On the contrary, Bl is fast, having a balancing effect. Reinforcing loops have a resonant
effect that lasts for a long period, whereas balancing loops have a fading impact that lasts
for a short time. The CLD’s validity was qualitatively assured and verified through expert
opinion [88]. All four reinforcing loops have a strong influence with a slow speed. On
the contrary, the balancing loop has a fast speed and strong influence [88]. The results of
this study can enable organizations to acclimate to disruptions by sourcing their inputs
from a versatile or redundant supply base that allows a business to move suppliers when
production is at risk.

4.5. Discussion

In this study, 32 resilience enablers were selected based on a literature review, as shown
in Table 1. These enablers were reduced to 12 key enablers of RSSCM. The shortlisting was
achieved through a field survey where the 12 enablers with cumulative normalized scores
of up to 51% were selected. These key enablers include visibility, agility, collaboration,
information sharing, compatibility, top management support, just in time, adaptability,
corporate social responsibility, flexible structure, strategic risk planning, and leadership.
The IM, as presented in Figure 4, was developed based on these key enablers. The IM has
16 interrelationships between the 12 key enablers. Finally, the CLD was developed based
on the IM, as shown in Figure 5.

The CLD developed in this study comprises five loops: four reinforcing and one
balancing loop. Figure 6 clarifies that a more visible and established SC would create a
more amicable relationship among SC partners. Such a relationship leads to information
sharing and cooperation; ultimately, the SC would be faster and more resilient. Figure 7
shows that if an organization’s SC is agile, visible, and has a compatible infrastructure,
with proper collaboration and information sharing, it will ultimately make it more resilient
to avoid disruptions. This finding is in line with [87].

Moreover, top management support, corporate social responsibility, and strong strate-
gic risk planning can reinforce the resilience of any SC, as shown in Figure 8. The same has
been concluded by [14]. Figure 9 highlights that through information sharing, exchange,
and integration among SC partners, the RSSCM will increase. This is in line with [89]
and clarifies that when leadership reinforces corporate social responsibility, then, due to
strategic risk planning, there would be a flexible SC structure, leading to a just-in-time
approach. Such an approach will make the SC both faster and more visible. Figure 10
explains the balancing effect of strategic risk planning on adaptability. Overall, adaptability
and a just-in-time approach play a key role in enabling RSSCM as they promote the use of
minimal raw materials, leading to enhanced sustainability [88].

Table 4 shows the loop analysis of the study. Accordingly, the four reinforcing loops,
R1, R2, R3, and R4, strongly influence at lower speeds. This indicates that these loops
hold great potential but take some time to materialize. This is in line with [48]. On the
contrary, Bl is fast, having a balancing effect. Therefore, the impacts of B1, which may not
be that significant, have more chances and speed of occurrence. This encourages the SCM
managers to be proactive and take timely measures. Furthermore, reinforcing loops have a
resonant effect that lasts for a long period, whereas balancing loops have a fading impact
that lasts for a short time. Finally, the CLD’s validity was qualitatively assured through
expert opinion for verification [88].
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The outcomes of the study will help firms acclimatize to disturbances in their SCs. It is
the first study of the complexity of resilient and sustainable construction SCs. This study has
added to the existing body of knowledge by identifying the enablers that aid in developing
a more resilient SC network, bridging the research gap identified by Chowdhury et al. [19],
Nguyen and Bosch [20], and Sapiri et al. [21]. These authors emphasized demonstrating
the relationship between SC resilience and SC sustainability for developing an RSSCM.

5. Conclusions

Resilience is a key organizational capability for achieving sustainability in the current
tempestuous global situation. To develop more resilient and sustainable SC networks, this
paper illustrates the crucial enablers of resilience for RSSCM. A total of 32 enablers were
extracted from the body of knowledge using a literature review. Data were later collected
from the respondents in the construction industry of developing countries. Two types of
normalized scoring were used to shortlist the key enablers: industry and the literature.
After combining the industry and literature scores, the 32 enablers were reduced to 12.
Finally, the top 12 enablers were added to the IM, involved in creating a CLD that showed
the relationships between the identified enablers. The CLD show four reinforcing and one
balancing loop.

Based on the results of this study, agility, information sharing, strategic risk planning,
corporate social responsibility, and visibility are the key resilience enablers for RSSCM
in developing countries. These enablers serve as significant tools for organizations to
plan for and adapt to disruptions in SCs in construction projects. The causality and
interrelationships among these enablers in the developed CLD show their dynamicity and
impact within the construction SC system.

The findings of the study will assist organizations in adapting to SC disruptions
by acquiring inputs from a flexible supply base that allows them to switch providers
when production is threatened. There has not been any published work utilizing the ST
methodology for similar purposes. As a result, this study’s methodology is innovative, and
it is the first to address complexity in the construction sector of developing countries for
moving towards an RSSCM.

The limitation of this study consists of the inclusion of respondents only from devel-
oping countries. In addition, this study utilized an ST approach for constructing CLDs and
did not perform system dynamics modeling. Moreover, this study only considered limited
enablers based on the literature review, which may not be exhaustive in the future.

A further study involving participants from developed countries would be more
beneficial. Future research can explore the application of the developed CLD to real-time
projects. A follow-up study could focus on developing a system dynamics model to explore
the constructs of sustainability and resilience in the RSSCM.

Author Contributions: Conceptualization, M.G. and K..A K.; methodology, M.G. and KI1.AK,;
software, M.G. and K.I.A K ; validation, M.G., KI.A K. and EU; formal analysis, M.G. and KI1.AK.;
investigation, M.G. and K.I.A.K,; resources, FU., M.A.M. and W.S.A.; data curation, M.G., KI.A K. and
F.U.; writing—original draft preparation, M.G. and K.I.A K,; writing—review and editing, K.1.A.K.
and FU.; visualization, M.G. and K.I.A K,; supervision, KI1.A.K. and FU.; project administration,
KILAK, EU, M.AM. and W.S.A; funding acquisition, M.A.M. and W.S.A. All authors have read
and agreed to the published version of the manuscript.

Funding: This research received no external funding.
Institutional Review Board Statement: Not applicable.
Informed Consent Statement: Informed consent was obtained from all subjects involved in the study.

Data Availability Statement: Data are available from the first author and can be shared upon
reasonable request.

Acknowledgments: The authors would like to appreciate the YUTP-FRG 1/2021 project (cost center
# 015LC0-369) in Universiti Teknologi PETRONAS (UTP) awarded to Wesam Alaloul for the support.



Sustainability 2022, 14, 11815 16 of 19

Conflicts of Interest: The authors declare no conflict of interest.

References

1.  Touboulic, A.; Walker, H. Theories in sustainable supply chain management: A structured literature review. Int. J. Phys. Distrib.
Logist. Manag. 2015, 45, 16—42. [CrossRef]

2. Naslund, D.; Williamson, S. What is management in supply chain management?-a critical review of definitions, frameworks and
terminology. J. Manag. Policy Pract. 2010, 11, 11-28.

3.  Reefke, H.; Sundaram, D. Key themes and research opportunities in sustainable supply chain management-identification and
evaluation. Omega 2017, 66, 195-211. [CrossRef]

4. Ghufran, M,; Khan, K.I.A.; Thaheem, M.]J.; Nasir, A.R.; Ullah, F. Adoption of Sustainable Supply Chain Management for
Performance Improvement in the Construction Industry: A System Dynamics Approach. Architecture 2021, 1, 161-182. [CrossRef]

5. Cetinkaya, B.; Cuthbertson, R.; Ewer, G.; Klaas-Wissing, T.; Piotrowicz, W.; Tyssen, C. Sustainable Supply Chain Management:
Practical Ideas for Moving towards Best Practice; Springer Science & Business Media: Berlin/Heidelberg, Germany, 2011.

6. Janvier-James, A.M. A new introduction to supply chains and supply chain management: Definitions and theories perspective.
Int. Bus. Res. 2012, 5, 194-207. [CrossRef]

7. Sutrisna, M.; Kumaraswamy, M.M. Advanced ICT and smart systems for innovative “engineering, construction and architectural
management”. Eng. Constr. Archit. Manag. 2015, 22, 5. [CrossRef]

8.  Gattorna, J. Dynamic Supply Chain Alignment: A New Business Model for Peak Performance in Enterprise Supply Chains Across all
Geographies; CRC Press: Boca Raton, FL, USA, 2016.

9.  Marley, K.A.; Ward, P.T.; Hill, J.A. Mitigating supply chain disruptions—A normal accident perspective. Supply Chain. Manag. Int.
J. 2014, 19, 142-152. [CrossRef]

10. Revilla, E.; Saenz, M.]. The impact of risk management on the frequency of supply chain disruptions: A configurational approach.
Int. ]. Oper. Prod. Manag. 2017, 37, 557-576. [CrossRef]

11.  Papadopoulos, T.; Gunasekaran, A.; Dubey, R.; Altay, N.; Childe, S.J.; Fosso-Wamba, S. The role of Big Data in explaining disaster
resilience in supply chains for sustainability. J. Clean. Prod. 2017, 142, 1108-1118. [CrossRef]

12.  Lohmer, J.; Bugert, N.; Lasch, R. Analysis of resilience strategies and ripple effect in blockchain-coordinated supply chains: An
agent-based simulation study. Int. ]. Prod. Econ. 2020, 228, 107882. [CrossRef]

13. Sawyerr, E.; Harrison, C. Developing resilient supply chains: Lessons from high-reliability organisations. Supply Chain. Manag.
Int. ]. 2019, 25, 77-100. [CrossRef]

14. Katsaliaki, K.; Galetsi, P.; Kumar, S. Supply chain disruptions and resilience: A major review and future research agenda. Ann.
Oper. Res. 2021, 1-38. [CrossRef] [PubMed]

15.  Petit-Boix, A.; Leipold, S. Circular economy in cities: Reviewing how environmental research aligns with local practices. J. Clean.
Prod. 2018, 195, 1270-1281. [CrossRef]

16. Ullah, F; Thaheem, M.]. Concession period of public private partnership projects: Industry—academia gap analysis. Int. . Constr.
Manag. 2018, 18, 418-429. [CrossRef]

17.  Ullah, F; Siddiqui, S. An investigation of real estate technology utilization in technologically advanced marketplace. In
Proceedings of the 9th International Civil Engineering Congress (ICEC-2017),”Striving Towards Resilient Built Environment”,
Karachi, Pakistan, 22-23 December 2017.

18.  Pettit, T.].; Croxton, K.L.; Fiksel, J. The evolution of resilience in supply chain management: A retrospective on ensuring supply
chain resilience. |. Bus. Logist. 2019, 40, 56-65. [CrossRef]

19. Chowdhury, MM.H.; Quaddus, M.; Agarwal, R. Supply chain resilience for performance: Role of relational practices and network
complexities. Supply Chain. Manag. Int. ]. 2019, 24, 5. [CrossRef]

20. Nguyen, N.C.; Bosch, O.J. A systems thinking approach to identify leverage points for sustainability: A case study in the Cat Ba
Biosphere Reserve, Vietnam. Syst. Res. Behav. Sci. 2013, 30, 104-115. [CrossRef]

21. Sapiri, H.; Zulkepli, J.; Ahmad, N.; Abidin, N.Z.; Hawari, N.N. Introduction to System Dynamic Modelling and Vensim Software:
UUM Press; UUM Press: Sintok Kedah, Malaysia, 2017.

22.  Ullah, E; Sepasgozar, S.M. A study of information technology adoption for real-estate management: A system dynamic model. In
Innovative Production And Construction: Transforming Construction Through Emerging Technologies; World Scientific: Perth, Australia,
2019; pp. 469-486.

23. Cavone, G.; Dotoli, M.; Epicoco, N.; Morelli, D.; Seatzu, C. Design of modern supply chain networks using fuzzy bargaining
game and data envelopment analysis. IEEE Trans. Autom. Sci. Eng. 2020, 17, 1221-1236. [CrossRef]

24. Cavone, G.; Dotoli, M.; Epicoco, N.; Morelli, D.; Seatzu, C. A game-theoretical design technique for multi-stage supply chains
under uncertainty. In Proceedings of the 2018 IEEE 14th International Conference on Automation Science and Engineering
(CASE), Munich, Germany, 20-24 August 2018; pp. 528-533.

25. Seuring, S.; Miiller, M. From a literature review to a conceptual framework for sustainable supply chain management. J. Clean.
Prod. 2008, 16, 1699-1710. [CrossRef]

26. Stindt, D. A generic planning approach for sustainable supply chain management-How to integrate concepts and methods to

address the issues of sustainability? J. Clean. Prod. 2017, 153, 146-163. [CrossRef]


http://doi.org/10.1108/IJPDLM-05-2013-0106
http://doi.org/10.1016/j.omega.2016.02.003
http://doi.org/10.3390/architecture1020012
http://doi.org/10.5539/ibr.v5n1p194
http://doi.org/10.1108/ECAM-07-2015-0120
http://doi.org/10.1108/SCM-03-2013-0083
http://doi.org/10.1108/IJOPM-03-2016-0129
http://doi.org/10.1016/j.jclepro.2016.03.059
http://doi.org/10.1016/j.ijpe.2020.107882
http://doi.org/10.1108/SCM-09-2018-0329
http://doi.org/10.1007/s10479-020-03912-1
http://www.ncbi.nlm.nih.gov/pubmed/33437110
http://doi.org/10.1016/j.jclepro.2018.05.281
http://doi.org/10.1080/15623599.2017.1333400
http://doi.org/10.1111/jbl.12202
http://doi.org/10.1108/SCM-09-2018-0332
http://doi.org/10.1002/sres.2145
http://doi.org/10.1109/TASE.2020.2977452
http://doi.org/10.1016/j.jclepro.2008.04.020
http://doi.org/10.1016/j.jclepro.2017.03.126

Sustainability 2022, 14, 11815 17 of 19

27.

28.

29.

30.

31.

32.

33.

34.
35.

36.

37.

38.

39.

40.

41.

42.

43.

44.

45.

46.

47.

48.

49.

50.

51.

52.

53.

54.

55.
56.

Parsa, S.; Roper, I.; Muller-Camen, M.; Szigetvari, E. Have labour practices and human rights disclosures enhanced corporate
accountability? The case of the GRI framework. Account. Forum 2018, 42, 47-64. [CrossRef]

Sabri, Y.; Micheli, G.J.; Cagno, E. Supplier selection and supply chain configuration in the projects environment. Prod. Plan.
Control. 2020, 33, 1-19. [CrossRef]

Rajeev, A; Pati, RK.; Padhi, S.S.; Govindan, K. Evolution of sustainability in supply chain management: A literature review. J.
Clean. Prod. 2017, 162, 299-314. [CrossRef]

Daraei, A.; H Sherwani, A.F,; Faraj, R.H.; Kalhor, Q.; Zare, S.; Mahmoodzadeh, A. Optimization of the outlet portal of Heybat
Sultan twin tunnels based on the value engineering methodology. SN Appl. Sci. 2019, 1, 270. [CrossRef]

Rachwan, R.; Abotaleb, I.; Elgazouli, M. The influence of value engineering and sustainability considerations on the project value.
Procedia Environ. Sci. 2016, 34, 431-438. [CrossRef]

Seuring, S. Supply chain management for sustainable products—insights from research applying mixed methodologies. Bus.
Strategy Environ. 2011, 20, 471-484. [CrossRef]

Ashby, A.; Leat, M.; Hudson-Smith, M. Making connections: A review of supply chain management and sustainability literature.
Supply Chain. Manag. Int. J. 2012, 17, 497-516. [CrossRef]

Kshetri, N. 1 Blockchain’s roles in meeting key supply chain management objectives. Int. J. Inf. Manag. 2018, 39, 80-89. [CrossRef]
Parmigiani, A.; Klassen, R.D.; Russo, M.V. Efficiency meets accountability: Performance implications of supply chain configuration,
control, and capabilities. . Oper. Manag. 2011, 29, 212-223. [CrossRef]

Ribeiro, J.P,; Barbosa-Povoa, A. Supply Chain Resilience: Definitions and quantitative modelling approaches—A literature review.
Comput. Ind. Eng. 2018, 115, 109-122. [CrossRef]

Golan, M.S; Jernegan, L.H.; Linkov, I. Trends and applications of resilience analytics in supply chain modeling: Systematic
literature review in the context of the COVID-19 pandemic. Environ. Syst. Decis. 2020, 40, 222-243. [CrossRef] [PubMed]
Waters, D. Supply Chain Risk Management: Vulnerability and Resilience in Logistics; Kogan Page Publishers: Philadelphia, PA, USA,
2011.

Adobor, H.; McMullen, R.S. Supply chain resilience: A dynamic and multidimensional approach. Int. . Logist. Manag. 2018,
29,1451-1471. [CrossRef]

Quinlan, A.E.; Berbés-Blazquez, M.; Haider, L.]J.; Peterson, G.D. Measuring and assessing resilience: Broadening understanding
through multiple disciplinary perspectives. J. Appl. Ecol. 2016, 53, 677-687. [CrossRef]

Altay, N.; Gunasekaran, A.; Dubey, R.; Childe, S.J. Agility and resilience as antecedents of supply chain performance under
moderating effects of organizational culture within the humanitarian setting: A dynamic capability view. Prod. Plan. Control.
2018, 29, 1158-1174. [CrossRef]

Scholten, K.; Scott, P.S.; Fynes, B. Building routines for non-routine events: Supply chain resilience learning mechanisms and their
antecedents. Supply Chain. Manag. Int. J. 2019, 24, 3. [CrossRef]

Ruiz-Benitez, R.; Lopez, C.; Real, ].C. The lean and resilient management of the supply chain and its impact on performance. Int.
J. Prod. Econ. 2018, 203, 190-202. [CrossRef]

McAllister, T.; McAllister, T. Developing Guidelines and Standards for Disaster Resilience of the Built Environment: A Research Needs
Assessment; US Department of Commerce, National Institute of Standards and Technology: Gaithersburg, MD, USA, 2013.
Ivanov, D.; Dolgui, A.; Sokolov, B. The impact of digital technology and Industry 4.0 on the ripple effect and supply chain risk
analytics. Int. |. Prod. Res. 2019, 57, 829-846. [CrossRef]

Kamalahmadi, M.; Parast, M.M. A review of the literature on the principles of enterprise and supply chain resilience: Major
findings and directions for future research. Int. J. Prod. Econ. 2016, 171, 116-133. [CrossRef]

Ullah, E,; Sepasgozar, S.M.; Shirowzhan, S.; Davis, S. Modelling users’ perception of the online real estate platforms in a digitally
disruptive environment: An integrated KANO-SISQual approach. Telemat. Inform. 2021, 63, 101660. [CrossRef]

Ullah, E,; Sepasgozar, S.M.; Thaheem, M.].; Wang, C.C.; Imran, M. It’s all about perceptions: A DEMATEL approach to exploring
user perceptions of real estate online platforms. Ain Shams Eng. |. 2021, 12, 4297-4317. [CrossRef]

Karutz, R.; Riedner, L.; Vega, L.R.; Stumpf, L.; Damert, M. Compromise or complement? Exploring the interactions between
sustainable and resilient supply chain management. Int. J. Supply Chain. Oper. Resil. 2018, 3, 117-142. [CrossRef]

Mohamadi Zanjiran, D.; Hashemkhani Zolfani, S.; Prentkovskis, O. LARG supplier selection based on integrating house of
quality, Taguchi loss function and MOPA. Econ. Res. Ekon. IstraZivanja 2019, 32, 1944-1964. [CrossRef]

Fritz, M.M.; Sustainable Supply Chain Management. Responsible Consumption and Production. Encyclopedia of the UN Sustainable
Development Goals; Springer: Cham, Switzerland, 2019.

Kun, A. Social Dialogue and Corporate Social Responsibility (CSR) in the EU. In EU Collective Labour Law; Edward Elgar
Publishing: Cheltenham, UK, 2021.

Jabbarzadeh, A.; Fahimnia, B.; Sabouhi, F. Resilient and sustainable supply chain design: Sustainability analysis under disruption
risks. Int. . Prod. Res. 2018, 56, 5945-5968. [CrossRef]

Fahimnia, B.; Jabbarzadeh, A. Marrying supply chain sustainability and resilience: A match made in heaven. Transp. Res. Part E
Logist. Transp. Rev. 2016, 91, 306-324. [CrossRef]

Ivanov, D. Simulation-based ripple effect modelling in the supply chain. Int. ]. Prod. Res. 2017, 55, 2083-2101. [CrossRef]
Ivanov, D. Revealing interfaces of supply chain resilience and sustainability: A simulation study. Int. ]J. Prod. Res. 2018,
56, 3507-3523. [CrossRef]


http://doi.org/10.1016/j.accfor.2018.01.001
http://doi.org/10.1080/09537287.2020.1853269
http://doi.org/10.1016/j.jclepro.2017.05.026
http://doi.org/10.1007/s42452-019-0279-9
http://doi.org/10.1016/j.proenv.2016.04.038
http://doi.org/10.1002/bse.702
http://doi.org/10.1108/13598541211258573
http://doi.org/10.1016/j.ijinfomgt.2017.12.005
http://doi.org/10.1016/j.jom.2011.01.001
http://doi.org/10.1016/j.cie.2017.11.006
http://doi.org/10.1007/s10669-020-09777-w
http://www.ncbi.nlm.nih.gov/pubmed/32837820
http://doi.org/10.1108/IJLM-04-2017-0093
http://doi.org/10.1111/1365-2664.12550
http://doi.org/10.1080/09537287.2018.1542174
http://doi.org/10.1108/SCM-05-2018-0186
http://doi.org/10.1016/j.ijpe.2018.06.009
http://doi.org/10.1080/00207543.2018.1488086
http://doi.org/10.1016/j.ijpe.2015.10.023
http://doi.org/10.1016/j.tele.2021.101660
http://doi.org/10.1016/j.asej.2021.04.023
http://doi.org/10.1504/IJSCOR.2018.090768
http://doi.org/10.1080/1331677X.2019.1635036
http://doi.org/10.1080/00207543.2018.1461950
http://doi.org/10.1016/j.tre.2016.02.007
http://doi.org/10.1080/00207543.2016.1275873
http://doi.org/10.1080/00207543.2017.1343507

Sustainability 2022, 14, 11815 18 of 19

57.

58.

59.

60.

61.

62.

63.

64.

65.

66.

67.

68.

69.

70.

71.

72.

73.

74.

75.

76.

77.
78.

79.

80.

81.

82.

83.

84.

85.

Rojon, C.; McDowall, A.; Saunders, M.N. On the experience of conducting a systematic review in industrial, work, and
organizational psychology: Yes, it is worthwhile. J. Pers. Psychol. 2011, 10, 133. [CrossRef]

Jahan, S.; Khan, K.I1.A.; Thaheem, M.J.; Ullah, E,; Alqurashi, M.; Alsulami, B.T. Modeling Profitability-Influencing Risk Factors for
Construction Projects: A System Dynamics Approach. Buildings 2022, 12, 701. [CrossRef]

Ullah, E. A beginner’s guide to developing review-based conceptual frameworks in the built environment. Architecture 2021,
1, 5-24. [CrossRef]

Rasul, N.; Malik, M.S.A.; Bakhtawar, B.; Thaheem, M.]. Risk assessment of fast-track projects: A systems-based approach. Int. J.
Constr. Manag. 2019, 21, 1099-1114. [CrossRef]

Ullah, E; Ayub, B.; Siddiqui, S.Q.; Thaheem, M.]. A review of public-private partnership: Critical factors of concession period. J.
Financ. Manag. Prop. Constr. 2016, 21, 3. [CrossRef]

Chowdhury, M.H.; Dewan, M.N.A.; Quaddus, M.A. Resilient Sustainable Supply Chain Management-A Conceptual Framework.
In Proceedings of the International Conference on e-Business, Hangzhou, China, 9-11 September 2012; pp. 165-173.

Ivanov, D. New drivers for supply chain structural dynamics and resilience: Sustainability, industry 4.0, self-adaptation. In
Structural Dynamics and Resilience in Supply Chain Risk Management; Springer: Berlin/Heidelberg, Germany, 2018; pp. 293-313.
Rosi¢, H.; Bauer, G.; Jammernegg, W. A framework for economic and environmental sustainability and resilience of supply chains.
In Rapid Modelling for Increasing Competitiveness; Springer: Berlin/Heidelberg, Germany, 2009; pp. 91-104.

Badurdeen, F.; Wijekoon, K.; Shuaib, M.; Goldsby, T.].; Iyengar, D.; Jawahir, L.S. Integrated modeling to enhance resilience in
sustainable supply chains. In Proceedings of the 2010 IEEE International Conference on Automation Science and Engineering,
Toronto, ON, Canada, 21-24 August 2010; pp. 130-135.

Brady, M. Realising supply chain resilience: An exploratory study of Irish firms’ priorities in the wake of Brexit. Contin. Resil. Rev.
2020, 3, 1. [CrossRef]

Soni, U.; Jain, V.; Kumar, S. Measuring supply chain resilience using a deterministic modeling approach. Comput. Ind. Eng. 2014,
74,11-25. [CrossRef]

Mari, S.I.; Lee, Y.H.; Memon, M.S. Sustainable and resilient supply chain network design under disruption risks. Sustainability
2014, 6, 6666—6686. [CrossRef]

Ralston, P; Blackhurst, J. Industry 4.0 and resilience in the supply chain: A driver of capability enhancement or capability loss?
Int. J. Prod. Res. 2020, 58, 5006-5019. [CrossRef]

Jain, V.; Kumar, S.; Soni, U.; Chandra, C. Supply chain resilience: Model development and empirical analysis. Int. ]. Prod. Res.
2017, 55, 6779-6800. [CrossRef]

Zavala-Alcivar, A.; Verdecho, M.-].; Alfaro-Saiz, J.-J. A conceptual framework to manage resilience and increase sustainability in
the supply chain. Sustainability 2020, 12, 6300. [CrossRef]

Mangla, S.K.; Kumar, P; Barua, M.K. Flexible decision approach for analysing performance of sustainable supply chains under
risks /uncertainty. Glob. J. Flex. Syst. Manag. 2014, 15, 113-130. [CrossRef]

Govindan, K.; Azevedo, S.G.; Carvalho, H.; Cruz-Machado, V. Lean, green and resilient practices influence on supply chain
performance: Interpretive structural modeling approach. Int. J. Environ. Sci. Technol. 2015, 12, 15-34. [CrossRef]

Rha, J.S. Trends of Research on Supply Chain Resilience: A Systematic Review Using Network Analysis. Sustainability 2020,
12, 4343. [CrossRef]

Cabral, I.; Espadinha-Cruz, P.; Grilo, A.; Puga-Leal, R.; Cruz-Machado, V. Decision-Making Models for Interoperable Lean, Agile,
Resilient and Green Supply Chains. In Proceedings of the International Symposium on the Analytic Hierarchy Process, Sorrento,
Italy, 15-18 June 2011; pp. 1-6.

Ivanov, D.; Sokolov, B.; Dolgui, A. The Ripple effect in supply chains: Trade-off ‘efficiency-flexibility-resilience’in disruption
management. Int. J. Prod. Res. 2014, 52, 2154-2172. [CrossRef]

Christopher, M.; Rutherford, C. Creating supply chain resilience through agile six sigma. Crit. Eye 2004, 7, 24-28.

Rajesh, R. On sustainability, resilience, and the sustainable-resilient supply networks. Sustain. Prod. Consum. 2018, 15, 74-88.
[CrossRef]

Parast, M.M.; Sabahi, S.; Kamalahmadi, M. The relationship between firm resilience to supply chain disruptions and firm
innovation. In Revisiting Supply Chain Risk; Springer: Berlin/Heidelberg, Germany, 2019; pp. 279-298.

Arnold, R.D.; Wade, J.P. A definition of systems thinking: A systems approach. Procedia Comput. Sci. 2015, 44, 669—-678. [CrossRef]
Mohammadi, A.; Abbasi, A.; Alimohammadlou, M.; Eghtesadifard, M.; Khalifeh, M. Optimal design of a multi-echelon supply
chain in a system thinking framework: An integrated financial-operational approach. Comput. Ind. Eng. 2017, 114, 297-315.
[CrossRef]

Dhirasasna, N.; Sahin, O. A multi-methodology approach to creating a causal loop diagram. Systems 2019, 7, 42. [CrossRef]
Giannakidou, A. Negative and positive polarity items: Variation, licensing, and compositionality. Semant. Int. Handb. Nat. Lang.
Mean. 2011, 2, 1660-1712.

Felli, F; Liu, C.; Ullah, F; Sepasgozar, S. Implementation of 360 videos and mobile laser measurement technologies for immersive
visualisation of real estate & properties. In Proceedings of the 42nd AUBEA Conference, Singapore, 26-28 September 2018.
Samans, R.; Blanke, J.; Drzeniek, M.; Corrigan, G. The inclusive development index 2018 summary and data highlights. In
Proceedings of the World Economic Forum, Geneva, Switzerland, 21 June 2018.


http://doi.org/10.1027/1866-5888/a000041
http://doi.org/10.3390/buildings12060701
http://doi.org/10.3390/architecture1010003
http://doi.org/10.1080/15623599.2019.1602587
http://doi.org/10.1108/JFMPC-02-2016-0011
http://doi.org/10.1108/CRR-06-2020-0020
http://doi.org/10.1016/j.cie.2014.04.019
http://doi.org/10.3390/su6106666
http://doi.org/10.1080/00207543.2020.1736724
http://doi.org/10.1080/00207543.2017.1349947
http://doi.org/10.3390/su12166300
http://doi.org/10.1007/s40171-014-0059-8
http://doi.org/10.1007/s13762-013-0409-7
http://doi.org/10.3390/su12114343
http://doi.org/10.1080/00207543.2013.858836
http://doi.org/10.1016/j.spc.2018.05.005
http://doi.org/10.1016/j.procs.2015.03.050
http://doi.org/10.1016/j.cie.2017.10.019
http://doi.org/10.3390/systems7030042

Sustainability 2022, 14, 11815 19 of 19

86.

87.

88.

89.

Heiberger, R.; Robbins, N. Design of diverging stacked bar charts for Likert scales and other applications. . Stat. Softw. 2014,
57,1-32. [CrossRef]

Hsueh, C.-F. Improving corporate social responsibility in a supply chain through a new revenue sharing contract. Int. J. Prod.
Econ. 2014, 151, 214-222. [CrossRef]

Bhushan, U.; Aserkar, R.; Kumar, K.N.; Seetharaman, A. Effectiveness of Just In Time Manufacturing Practices. Int. ]. Bus. Manag.
Econ. Res. (IIBMER) 2017, 8, 1109-1114.

Lam, J.S.L.; Bai, X. A quality function deployment approach to improve maritime supply chain resilience. Transp. Res. Part E
Logist. Transp. Rev. 2016, 92, 16-27. [CrossRef]


http://doi.org/10.18637/jss.v057.i05
http://doi.org/10.1016/j.ijpe.2013.10.017
http://doi.org/10.1016/j.tre.2016.01.012

	Introduction 
	Literature Review 
	Sustainable Supply Chain Management (SSCM) 
	Resilient Supply Chain Management 
	Resilient Sustainable Supply Chain Management (RSSCM) 

	Research Methodology 
	Stage 1: Initial Study 
	Stage 2: Factors Shortlisting 
	Stage 3: Systems Thinking Approach 
	Data Collection and Analysis 

	Results and Discussions 
	Factors Shortlisting 
	Influence Matrix 
	Causal Loop Diagram (CLD) 
	Reinforcing Loop R1 
	Reinforcing Loop R2 
	Reinforcing Loop R3 
	Reinforcing Loop R4 
	Balancing Loop B1 

	Loop Analysis 
	Discussion 

	Conclusions 
	References

