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Abstract: This study analyzes the use of e-commerce by European Union enterprises. Based on an
analysis of the evolution of the percentage of enterprises that perform e-commerce and the share
of total turnover obtained from e-commerce, for the period of 2003-2020, a forecast for 2025 was
made. These aspects were analyzed for 20152020 from the perspective of the Digital Economy and
Society Index (DESI), highlighting the importance of e-commerce in the economic growth of each
country by analyzing the share of gross domestic product (GDP) obtained from e-commerce in GDP.
For studying the evolution of the indicators, a comparative analysis of the situation of individual
and aggregate EU countries was performed, highlighting the evolution trends and determining the
annual average growth rate indicator, used later for the short-term forecast. For the 2025 forecast, six
regression models were used for the empirical estimation of the data. The results of the analysis show
that the share of companies performing e-commerce and the turnover in e-sales vary significantly
depending on the size of enterprises, and the results of the forecast estimate that by 2025 there will be
a significant increase in e-commerce in most European countries.
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1. Introduction

The digital economy, characterized by the ability to transform economies, jobs, and
even society as a whole by introducing new technologies and digital processes, has made
an important contribution to economic and social development. The digital economy
encompasses transactions that result from countless online connections between people,
companies, machines, and data.

In March 2021, the European Council set its vision for digital transformation by
2030 [1] and the digital goals that the European Union (EU) expects to achieve. At the same
time, in order to align the DESI (Digital Economy and Society Index) with the cardinal
points and targets corresponding to the Digital Compass, the structure of the DESI was
restructured from five to four components. DESI includes thematic chapters on digital
competitiveness in areas such as human capital, broadband connectivity, the integration
of digital technologies by businesses, and digital public services, which help the member
states to identify areas that need priority action [2].

In setting the objectives of the paper, we started from the context of the development
of the economy and digital society in the European Union, and we focused on the third
subcomponent of the DESI, e-commerce (EC), because it is one of the most important factors
of the economic growth of a state. The “Digital Technology Integration” component covers
two areas, “business digitization” and “e-commerce”; most of the studies focused on the
first subcomponent and less on the second.

Small- and medium-sized enterprises (SMEs) now play a dominant role in almost
all economies, whether they are developed or developing, contributing substantially to
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the increase in national income. SMEs contribute significantly to each country’s gross
domestic product (GDP) [3]. One of the challenges of the new millennium facing SMEs
is the digitalization and adoption of new technologies. In this regard, it is important to
identify the level of adaptation of SMEs to digitalization [4], so companies must go through
a coherent global process of digital transformation that provides opportunities for the
expansion and internationalization of business [5,6], this being an important lever for
ensuring economic growth [7-10].

Although digital transformations can ensure the development of companies [11],
they can also be a challenge to SMEs in terms of their size and limited resources [12]; for
this reason, the digitization strategies adopted at the level of SMEs aim at a shorter term
compared with that of large companies [13].

At the EU level, the European Commission has seen the need for a single digital
marketplace to create a space for cross-border e-commerce, where people can shop online
from abroad and businesses can sell across the EU, regardless of where they are based in
its territory [14].

In the digital economy, e-commerce has become an important technological and
distribution tool, stimulating the competitiveness and innovation of companies in the
way they promote their products and services, producing a transformation in human
behavior, and producing a new consumer profile [15]. A number of authors demonstrate
that digitalization is the driving force behind the growth of SME sales [16] by expanding
e-commerce in global markets [17]. In addition, with the COVID-19 crisis, when physical
interactions in business processes were limited, online commerce experienced a more
pronounced development [18-21].

Based on these aspects, we considered it appropriate that this research focuses on the
study of the evolution and forecast of the e-commerce component.

Following the analysis of the literature, it can be seen that there is little research that
has paid attention to investigating the impact of e-commerce on GDP. At the same time, the
analysis of the evolution of the number and type of enterprises that carry out e-commerce
and of the turnover realized from this activity is quite little-approached in the specialized
literature. In this regard, the objectives of this paper are:

1.  Review of the literature on the digital economy and the impact of digitalization on
companies, emphasizing the importance of e-commerce activity at enterprises level;

2. Economic analysis of the evolution of the e-commerce components of the DESI (the
percentage of SMEs that are selling online; Selling, and the share of turnover obtained
from e-commerce in the total turnover; Turnover);

3. Analysis of the evolution of the share of GDP from e-commerce in GDP (e-GDP);

4. Comparative analysis of the share of e-commerce enterprises in the total number
of enterprises; Selling by types of enterprises (all enterprises; All, large enterprises;
Large-, small-, and medium-sized enterprises; SMEs), and of the share of turnover in
online sales in the total turnover; Turnover by types of enterprises (All, Large, SMEs);

5. Short-term forecast for DESI (Selling and Turnover) components and e-GDP;

6.  Forecast for 2025 for the following components: selling for All, Large, and SMEs, and
turnover for All, Large, and SMEs.

To this aim, we collected information for the period 2015-2020 for the indicators: e-
commerce subcomponents of the DESI (selling and turnover) and e-GDP, and for the period
2003-2020, information for selling online and e-commerce turnover by type of enterprises.

The research is structured in two main directions. In the first part, we perform an
economic analysis of the evolution of the DESI and e-GDP for the period 2015-2020 and
a comparative analysis of the share of e-commerce enterprises in the total enterprises
and of the share of turnover in online sales in the total turnover by types of enterprises
(2003-2020). In the second part of the study, we perform forecasting for these indicators;
we use the annual average growth rate (AAGR) to short forecast for 2021 the evolution of
the variables from the DESI and e-GDP, and we use six different regression models (three
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autoregressive models and three polynomial time regression models) aiming to forecast
the other indicators for 2025.

The results of the study show that businesses, regardless of their size, are in a con-
tinuous process of adopting a new form of sales—e-commerce. In this sense, e-commerce
can be an essential means for SMEs to expand into global markets. Thus, this research
can contribute to the literature by completing the theoretical research on the analysis of
companies that carry out e-commerce activity.

The results of the study could provide other researchers with important benchmarks
for further research and could be the basis for action by the EU and national governments
to achieve the objectives set by the digital policies in the Digital Agenda for Europe [1].

The structure of the paper is as follows: the second section presents a literature
review; section three describes the models and methodology used; section four presents
the results; and finally, section five presents a series of discussions and summarizes the
main conclusions.

2. Literature Review
2.1. The Digital Economy

The definition of the digital economy has changed significantly since its first mention
in the mid-1990s, due to the rapid development of technologies and their integration into
various socio-economic activities [22]. The evolution of the concept of the digital economy
has been based on research into various policies to support the introduction of digital
technologies, on the one hand, and the increasing use of information and communications
and digital technologies in business, on the other [23].

The challenges posed by the use of information and communication technologies in
the global economy have become an important point of reference in EU policy and strategic
orientation. To this end, in order to measure progress in the development of the digital
economy and society, a Digital Economy and Society Index (DESI) [2] was developed and
adopted in the European Union in 2014.

The DESI is an annual tool for analyzing and comparatively assessing the digital
competitiveness of different individual economies, but also of the dynamics, both at the
level of EU member states and at the level of groups of countries or across all the EU [24,25].

In this regard, a comparative analysis of digital performance with a sample of 45 countries
(the 27 EU member states and 18 non-EU countries worldwide) permitted the identifica-
tion of areas that need investment and the key actions needed to reach the levels of the
best-performing countries, which could be the basis for monitoring the progress of the digi-
tization of EU countries in the period 2021-2030 [1]. At the same time, the analysis of the re-
lationship between the DESI and the sustainable development indicators demonstrates the
significant impact of digitalization on sustainable economic and social development [26].

The analysis of the evolution of the DESI for the period 2015-2020 at the level of
the EU states as a whole shows favorable dynamics for the development of the digital
economy and society, and significant heterogeneity in the process of integrating digital
technologies [27-29]. In this regard, a number of studies analyze current trends in digital
technology, assess the level and trends of the digital economy, and identify homogeneous
groups of states based on the development trends of its components among EU countries,
concluding that most developed countries have an average level of digitization of the
business environment [30].

The digitalization of the economy is a major driver of economic growth and has
significant regional business implications [31]. The literature often highlights the impact of
the digitization of the economy on the level of GDP, highlighting the dependence of the level
of GDP on the level of digitization [32]. The European digital economy is projected to grow
7 times faster than the rest of the economy and will account for 20% of global GDP [33].

A number of studies have focused on determining the main digital factors that can
provide the most dynamic economic progress by developing a quantitative model of the
impact of digitization on EU economies that can be used to model economic growth [34].
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Subsequent research has not addressed the investigation of the impact of e-commerce
on the economic development of states (GDP) because the information provided by coun-
tries for these aspects is still insufficient.

2.2. The Impact of Digitalization on Companies

The digital economy has led to major changes in the way consumers can be involved
through innovation and new technologies [35]. Companies use digital technologies to
implement and operate new business processes [36,37]. In this sense, IT is considered to
be a facilitator of innovation [38]. Digitization and development of digital services have
a significant impact on existing business models of companies, influencing to a greater
or lesser extent all sectors of activity [36,39]. Practically, the digital economy explores
how standard business models are changing [40], analyzing the effects of digitalization on
companies’ business models, and emphasizing the importance of developing competitive
advantages with specific customer service offerings [41]. The digitalization of a company
involves the transition from an abstract digital technology to a concrete digital solution,
and the digital transformation of companies involves the transition from digital solutions
to digital business concepts [37,39]. Due to the use of information and communication
technologies, business productivity increases by 5-10% from year to year [42].

The integration of digital technologies at the level of companies produces changes
in the operational and organizational environment [43], allowing companies to develop
new business opportunities [44], define innovative strategies to address market and new
business models [45], and adapt more easily to changing ecosystem conditions [7,46-50].

Although digital transformations can ensure the development of companies [11], they
can also be a challenge for SMEs in terms of size and limited resources at their disposal [12];
for this reason, the digitization strategies adopted at the level of SMEs aim at a shorter term
compared with that of large companies [13].

2.3. E-Commerce

In the digital economy, e-commerce (EC) has become an important technological and
distribution tool, stimulating the competitiveness and innovation of companies regarding
the way they promote their products and services, producing a transformation in human be-
havior, and producing a new consumer profile [15]. Through the digital technologies used,
e-commerce ensures the direct connection of business partners, increasing the attractiveness
of the business environment and new opportunities for consumers [51].

E-commerce is the economic activity of buying and selling products and services
through online platforms [52]. Any company can reach global markets with relatively
easy-to-use digital e-commerce technology platforms [53].

In the last decade, the use of e-commerce is booming, as most traditional businesses
have started to expand their business to the online environment. Thus, a number of studies
have approached e-commerce as a basic condition for business development and establish-
ing optimal customer relationships [54], for adopting innovative marketing strategies, new
business models, and redefining pricing policy [44,45,55-57].

The adoption of e-commerce by SMEs is influenced by a number of internal, exter-
nal, and technological factors [58,59]. From the perspective of business globalization,
e-commerce allows companies to reduce the distance between them, but also the costs
of entering international markets. At the company level, e-commerce optimizes the sup-
ply chain, automates internal processes, and provides real-time information on stocks,
production, sales, and distribution [60].

At the same time, e-commerce determines financial gains from the perspective of
increasing revenues and reducing costs, providing access to a wider range of markets, im-
proved communication, and services for customers [61]. The development of e-commerce
may create added value for products and services [62], but the degree of use of EC is still
quite low [63].
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The development of an e-commerce expansion mechanism for companies involves
combining offline and online channels taking into account ways to improve the operational
efficiency of business [64]. Developments in e-commerce technologies have enabled com-
panies to improve their customer shopping experiences and their interaction with brands
anytime, anywhere [65].

At the level of EU member states, cross-border e-commerce reduces trade costs and
generates a positive effect on GDP of EU [66].

2.4. The Impact of the COVID-19 Pandemic on E-Commerce

The COVID-19 pandemic has had a significant impact on the EU economy and states.
It has significantly changed the role and perception of digitalization in the economies of
states and accelerated its pace.

A major consequence of the COVID-19 pandemic on companies has been the accelera-
tion of their digitization programs and the implementation of e-business models, from 35%
globally in December 2019 to 55% in July 2020 [67]. The great potential and importance
of digital technologies have become even more evident due to their crucial role in the
supply chain [68].

The digital technologies used in online commerce have made it possible to overcome
the barriers imposed by the COVID-19 pandemic [69] which have accelerated digital
transformations in this area [70]. Thus, firms that have intensified the digitization process
adapt more easily in the context of the pandemic, whereas digitally immature firms may
be vulnerable [71,72].

Existing business models have had to change their strategy, in addition to maintaining
traditional methods, by using the digital market, including large e-commerce platforms
that have also had to adapt in the context of the COVID-19 crisis. Quarantine, as well as
social isolation, were key mental states that led to a significant number of people shopping
online. Sales increased by 47% compared with the equivalent period of the year before
the pandemic [73]. The number of people who shop online in 2020 has risen to more
than 3.4 billion as a result of the pandemic, accounting for more than 43% of consumers
worldwide. Projections for 2021 indicate an additional 400 million global e-commerce users
by the end of the year [74].

One of the main issues that has supported the exponential growth of online product
purchases has been the need to ensure individual safety against the coronavirus [75].
Studies on customer satisfaction with the use of e-commerce during the pandemic show
that they are satisfied and will continue to look for this type of trade in the future and in the
long run, which will lead to a major technological, social, and economic transformation [76].
Thus, e-commerce continues to grow rapidly, despite global economic uncertainty, with an
estimated 22% of total trade in 2023 [77], and e-commerce purchases will account for more
than 95% of all purchases by 2040 [74].

The size of the e-commerce market has grown from $9.09 trillion in 2019 to $10.36 trillion
in 2020, with global e-commerce projected to have a compound annual growth rate (CAGR)
of 14.7% from 2020 to 2027, thus achieving $27.15 trillion in EC revenues in 2027 [78].

The fastest-growing e-commerce in the world is China. With over $1.935 billion in
e-commerce sales, China was the largest e-commerce market in the world in 2019. The
second-largest e-commerce market in the world is the United States, with $586.9 billion. It
is estimated that in 2021 China will become the first country in which more than half of
its retail sales will take place online. China is also expected to produce 56.8% of the global
total, i.e., over $2.8 trillion from e-commerce sales [79].

At the European level, there is a strong link between the growing popularity of
e-commerce and the anxiety of COVID-19 in some countries. The variable number of
COVID-19 cases in Europe has been directly reflected in the growing popularity of e-
commerce in countries with a high number of cases [80]. Although one year has passed
since the lockdown, e-commerce sales in Western Europe will continue to grow significantly
by 2025, reaching $758.46 billion (15.9%) of Western European retail sales. The pandemic
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has prompted companies to quickly build infrastructure to support increased e-commerce
sales. As much as it has grown in 2020, e-commerce is a smaller share in Western Europe
than in Asia-Pacific or North America [81].

3. Data, Models, and Methodology
The macroeconomic indicators analyzed in this paper are:

e  the e-commerce components of the DESI (the percentage of SMEs with online sales—
Selling and the share of turnover obtained from EC from the total turnover of
SMEs—Turnover);
the share of gross domestic product from e-commerce in GDP (e-GDP);
the share of enterprises that are using computer networks for sales of at least 1%—
Selling—by types of enterprises (All, Large, SMEs);

e the share of turnover from online sales in the total turnover—Turnover—by types of
enterprises (All, Large, SMEs).

The values of these indicators are taken from the Eurostat database [82]. For the
DESI indicators, the data are available for the period 2015-2020, whereas for the last
two indicators (namely the Selling and Turnover by types of enterprises), the data are
available for the period 2003-2020 for most of the EU countries. The values for the e-GDP
indicator are extracted from European E-Commerce Report [83].

The study was structured in two parts.

First, for the indicators of DESI and for e-GDP we performed an economic analysis of
their evolution over the period 2015-2020. For each country of the EU, we emphasized the
trend over the period, the increase in the last year of the period compared with the first one
by formula % -100, and the annual average growth rate (AAGR) given by

1 n—1 _
AAGR = Yy Dl 7%k 100,
n—14~ Xic

The AAGR is useful in defining the direction of the trend of growth of the variable.
Additionally, it can be used as a measure to forecast the evolution of the variable over the
next interval.

Thus, in Section 4, the following economic analyses are performed:

1. analysis of the evolution of EC components of the DESI, namely online Selling and
Turnover for small- and medium-sized enterprises in 2015-2020 (Section 4.1);

2. analysis of the evolution of the e-GDP, both as a percentage and in nominal values,
over the period 2015-2020 (Section 4.2);

3.  comparative analysis of the share of e-commerce enterprises in the total enterprises
(Selling) and of the share of turnover in online sales in the total turnover (Turnover)
by types of enterprises (2003-2020) (Section 4.3).

The second part of the study aims to perform short-time forecasting for the indicators:

the e-commerce components of DESI (Selling and Turnover) and e-GDP;
the share of turnover of EC in total turnover by enterprises (small- and medium-sized,
large and all enterprises), using data over the period 2003-2020;

e the percentage of enterprises that are using computer networks for sales of at least
1%, by enterprises (small and medium, large and all enterprises), using data over the
period 2003-2020.

For the short-time forecast for 2021 starting with the date over 2015-2020, we used
the AAGR. For the data over 2003-2020, the forecast for the horizon 2025 was obtained
by using regression models. To this aim, in order to estimate empirically the evolution of
each indicator, we used six different regression models. We compared the estimations and
chose the best one, according to various statistical indicators. The analysis performed in
Section 4.5 relies on the usual statistical instruments [84].
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For our estimations, we used three autoregressive models and three polynomial time
regression models.

The autoregressive models express the interest variable y; as a function of previous
terms y;_1, Ys—2,. ... As the time series contains a small amount of data, we used only the
first- and second-order autoregressive models, namely

Yyt = a9+ a1y;—1 + U, t=2,...,n, @)

Yt = bo +b1ys—1 + by +uy, t=3,...,n, ()

and the second-order autoregressive model with linear trend
Yt = co + Cc1Yi—1 + CoYr—o + c3t + uy, t=3,...,n. 3)

If a3, Ej, Cx are the estimated parameters (using least squares), the predicted values
of the variable using the above models satisfy §; = 4o + 2171, §: = bo + Ely},l + BzyH,
and 9 = o + &1§;—1 + E2s—1 + C3t, respectively.

We also used the linear time regression model

Yr = ap+ayt+uy, t=1,...,n, (4)
and the quadratic model
yr = by + byt + bot* +uy, t=1,...,n, (5)
and the cubic model
ytzco+clt+czt2+03t3+ut, t=1,...,n, (6)

where: t is the discrete time, y; is the response variable at the time ¢, a;, bj, ¢y are the
regression coefficients that need to be estimated, u; is the error term. Although the linear
model (4) provides only a general trend for the data, either decreasing, increasing, or
stationary, the quadratic and cubic models (5), (6) also give information on the evolution of
the variation of the variable.

If 4;, Bj, Cx are the estimated parameters, the predicted values of the variable are
Yt = do + a41t, or Jr = bo + byt + byt?, or Jr = 6o + 61t + Ert? + E3t3, respectively, and the
difference uy = y; — §;, is the residual value at time .

All models are estimated and processed using econometric, data processing, and
analysis software EViews 12 [85].

Using the AAGR and the regression models described above, in Section 4 the following
short-time forecasts are given:

e  short-term forecast by 2021 for DESI (Selling and Turnover) and e-GDP components
(Section 4.4);

e  forecast by 2025 for Selling (All, Large, and SMEs) and Turnover (All, Large, and
SMEs) (Section 4.5).

4. Results and Discussion
4.1. Analysis of the Evolution of EC Components of the DESI (Percentage of SMEEs That Sell
Online and the Share of Turnover Obtained from EC from the Total Turnover of SMEs)

Within the DESI, the subcomponents of the e-commerce field have a general upward
trend in the period 2015-2020 (Figure 1).
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Figure 1. Evolution of the Selling and Turnover for EU.

The analysis of the SMEs selling online component (Table A1 in Appendix A) for the
period 2015-2020 shows that both in the EU and in most countries the percentage of small-
and medium-sized enterprises that sell online has increased. Exceptions are Germany and
France, which fell in 2020 compared with 2015.

Germany decreased in 2020 by almost 28% compared with 2015, and France by 18%.
The highest increases in the analyzed period were recorded by Romania at 134% in 2020
compared with 2015 with an average annual growth rate of 20.3%, followed by Italy with
an increase of 73.2% with an average annual growth rate of 12%. This is followed by a
series of six states with increases of over 50% (Croatia, Spain, Lithuania, Malta, Austria,
and Estonia) with an average annual growth rate of 9-13%.

At the EU level, the increase was 12%, with an AAGR of 2.4%. Belgium, Ireland,
Portugal, and Slovenia recorded increases below the EU average, with the lowest increase
being recorded by Portugal at 0.54% and an AAGR of 0.71%.

The use of e-commerce is on the rise in the EU, with the number and share of e-
shopping increasing every year. The biggest jump in e-shopping was in 2020 when the
COVID-19 pandemic pushed consumers to focus on online shopping. Thus, most EU coun-
tries recorded increases in e-commerce turnover share in the total turnover of enterprises
in the period 2015-2020 (Table A1 in Appendix A). Exceptions are Bulgaria, Cyprus, Latvia,
and Slovakia, which decreased in 2020 compared with 2015, but in the case of Bulgaria and
Slovakia, the decreases are very small (less than 1%).

The highest increases were recorded by Greece (248% with an average annual growth
rate of 72%), followed by Croatia (96% with an average annual growth rate of 17%), and
Malta (95% with an average annual growth rate of 15%).

At the EU level, the increase was 22%, with an AAGR of 4.2%. It can be seen from
Table 1 that there are countries that have registered increases below the EU average (Bel-
gium, the Czech Republic, Germany, France, Italy, Portugal, and Sweden), the lowest
increase being registered by Belgium with 4.6% and an AAGR of 3%.
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Table 1. Evolution of the growth rate in 2020 compared with 2015 of the Selling and Turnover (DESI
components) on company types.

Turnover Selling
Country Growth 2020/2015 (%) Growth 2020/2015 (%)
All* SMEs ** Large *** All'* SMEs ** Large ***
AT 5.872 30.182 —4.595 52.921 56.592 7.851
BE 23.593 —2.592 - 3.970 2.836 17.503
BG 17.080 —0.922 26.064 42.159 41.404 62.702
CY —6.932 —29.385 121.012 39.331 41.150 2.178
cz —0.074 7.496 —3.699 25.131 26.244 11.454
DE 2.783 9.906 —0.411 —27.490 —27.703 —21.644
DK 49.568 29.553 63.300 47.479 48.967 16.358
EE 7.242 51.253 —24.208 34.931 34.924 46.555
EL 152.239 224213 100.903 51.052 51.344 74.825
ES 33.510 31.281 31.812 49.643 51.143 20.843
FI 8.561 - - 22.561 25.098 —1.898
FR 31.986 12.234 37911 —17.160 —18.453 0.514
HR 1.616 95.812 —26.497 57.139 59.943 33.868
HU 25.241 30.050 22.860 32.381 33.330 23.269
IE 17.403 40.223 14.861 1.248 2.012 —9.766
IT 38.400 13.009 62.821 71.790 73.185 42.233
LT 40.915 35.181 47.144 56.683 57.189 39.037
LU 8.826 - - 50.535 47.176 102.801
LV 43.133 —13.892 259.364 37.450 35.080 62.682
MT 12.797 94.550 40.295 57.071 57.326 55.607
NL 29.785 51.608 19.242 13.082 12.756 15.561
PL 28.075 - 31.605 38.571 38.917 25.636
PT 19.784 16.937 22.126 1.313 0.536 13.407
RO 60.65796 70.60242 48.96457 130.79 134.0434 77.72213
SE 25.78256 12.09802 32.99721 19.632 19.46994 20.98342
SI 38.9455 38.21625 36.62219 12.467 11.94958 27.46201
SK 3.472638 —0.34611 6.137953 32.249 33.15176 20.89567
EU 20.70389 21.89879 19.74521 11.675 12.07131 5.409153

Notes: * All—all enterprises (SMEs and Large); ** SMEs—Small and Medium enterprises (10-49 and
50-249 persons employed), without financial sector; *** Large—Large enterprises (250 persons employed or
more), without financial sector.

As in previous years, in 2020 Western European countries had the largest share of total
European e-commerce turnover.

However, in terms of growth, the countries of Eastern Europe stand out at a rate of
36%, whereas the growth rate of Western Europe remained moderate at 4%.

In recent years, the share of people ordering goods or services online has steadily
increased. As a result, businesses have had to supplement their traditional channels
with online sales channels, thus, it is found that 20% of EU businesses make online sales,
achieving 18% of turnover. The analysis of the share of e-commerce enterprises (Table 1) for
the period 2015-2020, shows that in most countries the percentage of enterprises doing e-
commerce has increased for all types of enterprises (small, medium, and large). Exceptions
are Germany, which saw a significant decline in 2020 compared with 2015, of more than
20% for all business categories, and Finland and Ireland, which saw reductions in online
sales at the large enterprises level.

Romania registered the highest increase at the level of all enterprises (131%), followed
by Italy at 72%. Ireland and Portugal recorded the smallest increases of around 1%. It can
be seen that most states (15) have seen higher increases in the percentage of SMEs that sell
electronically compared with large enterprises.

4.2. Analysis of the Evolution of the Share of GDP from E-Commerce in GDP

Most EU countries have seen increases in e-commerce turnover as well as in the
share of GDP represented by e-commerce (e-GDP). Analyzing the value of GDP from EC
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(Figure 2) for the period 2015-2020, it is observed that in most countries the value of e-GDP
has increased (except for Germany, which decreased in 2020 compared with 2015).

2016 2017 2018 2019 2020
g AT g B E BG e CY e (7 DE DK EE EL ES
Fl FR HR HU |E g | T LT LU e | s T
NL PL PT RO SE 51 SK emfes EU

Figure 2. Evolution of the e-GDP for period 2015-2020.

Romania and Poland saw the highest increases in e-GDP (over 300% with an average
annual growth rate of 34%), and 19 of the EU countries recorded increases of over 50% with
an average annual rate between 9% and 33% (Table A2 in Appendix A).

At the EU level, the nominal value of e-GDP increased by 47% with an AAGR of 14%.
Austria, Belgium, Italy, Luxembourg, and Malta saw increases below the EU average (the
lowest increase was recorded by Belgium with 9% and an AAGR of 4.3%).

The e-GDP analysis as a percentage of total GDP (Table A2 in Appendix A) for the
period 2015-2020, shows that in most countries there were increases, except for Belgium
and Germany which recorded decreases. Poland and Greece saw the largest increases in
the share of e-GDP in GDP (with an increase of over 220%), after which most states (16)
recorded increases of over 50% with an average annual growth rate of 10-26%. At the EU
level, the increase was 43% with an AAGR of 13%. Growth below the EU average was
recorded in Austria, Ireland, Italy, Lithuania, Luxembourg, and Malta (the lowest increase
was recorded by Ireland with 7.5% and an AAGR of 1.5%).

4.3. Comparative Analysis of the Share of E-Commerce Enterprises in the Total Enterprises and of
the Share of Turnover from E-Commerce in the Total Turnover by Types of Enterprises (2003-2020)

EC activity at the EU level in the period 2003-2020 registered an increasing trend
for the two components Selling and Turnover. As large companies have greater financial
possibilities and have digitized their businesses at a much faster rate than SMEs, the trend
for both indicators across all enterprises is determined by the large enterprises (Figure 3).

The analysis of e-commerce activity for the period 2003-2020 at the level of all EU
companies (Figure 4) shows that in most countries the percentage of enterprises that sell
online has increased. The exception makes Luxembourg, where this percentage fell by
around 23% in 2020 compared with 2003.
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Figure 3. Evolution of the indicators for period 2003-2020 for EU.
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Figure 4. Evolution of the percentage of enterprises that use any computer network for sales over the
period 2003-2020.

The highest increases were in Spain (over 1400% with an average annual growth rate
of 24%), followed by Latvia (over 1200% with an average annual growth rate of 25%). Most
EU countries (18) saw increases of over 50% with an average annual growth rate of 3-20%
(Table A3 in Appendix A).

At the EU level, the increase in the share of enterprises with EC activity was 34% with
an AAGR of 2.6%. Belgium, Greece, Finland, France, the Netherlands, and Slovenia have
seen increases below the EU average. Among the EU member states, most companies with
EC activity are located in Denmark, Ireland, and Sweden (over 30% of the total number
of companies). The share of companies that perform EC and turnover from e-sales varies
significantly depending on the size of the enterprises.

At the EU level, in 2020 (Table A4 in Appendix A) the share of large enterprises
carrying out EC activity (39%) was more than twice as high as that of SMEs (17.5%).
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Sweden and Belgium had the highest shares of large enterprises performing EC (over 60%),
whereas the highest shares for SMEs were observed in Denmark and Ireland (over 32%).

The analysis of the share of large enterprises and of SMEs that carry out EC activity
(Figures 5 and 6) for the period 2003-2020, shows that in most states they increased.
Decreases in 2020 compared with 2003 were recorded in Luxembourg for both categories of
enterprises and in Malta for large enterprises.
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Figure 5. Evolution of the percentage of Large enterprises with online sales, compared with EU, over
the period 2003-2020.
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Figure 6. Evolution of the percentage of SMEs with online sales, compared with EU, over the period
2003-2020.
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Latvia saw the largest increase in the percentage of large enterprises and SMEs selling
online (an average annual growth rate of 34% for large enterprises and 25% for SMEs). At
the same time, Lithuania saw a significant increase in the percentage of large enterprises
carrying out EC (an average annual growth rate of 23%), and for SMEs, Spain saw a
significant increase (an average annual growth rate of over 26%).

Most EU countries (17 for large enterprises and 18 for SMEs) saw an increase in the
percentage of large enterprises selling online of more than 50%, with average annual growth
rates between 3-19% for large enterprises and between 6-20% for SMEs.

In terms of the increase in the percentage of large companies carrying out e-commerce
activity, there were increases below the EU average in France and the Netherlands, and
for SMEs, Belgium, Greece, Finland, France, the Netherlands, and Slovenia (the smallest
increase was recorded by Finland 6.4% and an AAGR of 1%).

The analysis of the turnover component (Tables A3 and A4 in Appendix A) for the
period 2003-2020, shows that in most states the percentage of turnover from online sales in
the total turnover for all enterprises (small, medium, and large) increased (Figure 7). With
the exception of the Czech Republic and Slovakia, for which there were decreases in 2020
compared with 2003.

2003
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Figure 7. Evolution of the Turnover for All enterprises, compared with EU.

For the Turnover component for all enterprises—All—(Table A3 in Appendix A) the
highest increase is recorded by Greece at 152%, followed by four states (Romania, Denmark,
Lithuania, Latvia) which recorded increases between 40-60%. Nine states have an increase
in turnover of over 20%, being above the EU average. The lowest increase, between 1.5%
and 3.5%, was recorded by Croatia, Germany, and Slovakia. All the other 23 EU member
states that recorded increases exceeded the 50% threshold with an average annual growth
rate of 3-42%. Greece maintains its leading position in terms of the highest growth for
both SMEs and large enterprises (Figures 8 and 9). For the rest of the states, the increase
in turnover varies quite a bit between SMEs and large enterprises. Thus, for SMEs, the
highest growth after Greece is recorded by Croatia (although it had the lowest growth of
all enterprises) and Malta at over 94%. For most countries, it can be seen that the turnover
of large enterprises has increased substantially compared with that of SMEs. Decreases
in turnover in 2020 compared with 2003 were recorded for large enterprises in Austria,
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the Czech Republic, Germany, Estonia, and Croatia, and for SMEs in Belgium, Bulgaria,
Cyprus, Latvia, Poland, and Slovakia.
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Figure 8. Evolution of the Turnover for Large enterprises, compared with EU.
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Figure 9. Evolution of the Turnover for SMEs, compared with EU.

With regard to the EU, it can be seen that the share of turnover from EC in total is
generally around 20% for all categories of companies.

Analyzing the turnover generated by e-sales at the EU level, in 2020 this represented
about 20% (19.8%) of the total turnover (Table A5 in Appendix A).

The analysis of this indicator for the period 2003-2020 shows that in most countries
the percentage of turnover in online sales in total turnover for all enterprises (small,
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medium, and large) increased, with the exception of Luxembourg and Malta which recorded
decreases in 2020 compared with 2003.

The largest increase in EC turnover in total turnover was recorded by Slovakia, fol-
lowed by Cyprus. The other 23 EU member states recorded increases of over 50%, achieving
an average annual growth rate of 3-42%. This generated an EU-wide increase of over 131%
with an AAGR of 5.7%. Bulgaria, Germany, Finland, France, the Netherlands, Sweden, and
Slovenia saw increases below the EU average (the lowest increase was in the Netherlands
by 52% and an AAGR of 4.3%).

Among the EU member states, e-commerce-related turnover in 2020 was the highest
for businesses in Ireland (over 40% of total turnover), followed by Belgium (over 31%).

The share of e-sales turnover for large enterprises at the EU level in 2020
(Table A5 in Appendix A) was more than twice as high (27%) as for SMEs (11.7%)
(Table A4 in Appendix A). The largest companies generating the highest e-sales shares
of all member states in 2020 were Ireland (56.5%) and the Czech Republic (40%). The same
two member states also reported the largest share of e-sales at SMEs (Ireland 27% and the
Czech Republic 18%).

In the period 2003-2020 the percentage of online sales turnover in total turnover for
small- and medium-sized and large enterprises, in most EU countries, increased, with the
exception of Luxembourg for SMEs and Malta for large enterprises, which decreased in
2020 compared with 2003.

Slovakia recorded the largest percentage increase in EC turnover in total turnover for
both categories of enterprises. The other states recorded increases of over 50%.

The increase in the share of EC turnover in total EU turnover for both SMEs and large
enterprises was around 124% with an AAGR of 5.6%.

Growth below the EU average at the level share of turnover from EC in total turnover
for SMEs was recorded in Bulgaria, Germany, France, Hungary, Malta, the Netherlands,
and Slovenia (the lowest increase was recorded by Germany with 26% and AAGR of 3.7%),
and for large enterprises in Belgium, Bulgaria, Germany, France, Sweden, and Slovenia (the
smallest increase is recorded by Bulgaria with 54%).

4.4. Short-Term Forecast for DESI (Selling and Turnover) and e-GDP Components

Using the annual average growth rates (AAGR) determined in Sections 4.1 and 4.2,
and considering as a base the values for the year 2020 of the data series, we obtained in
Table 2 the empirical estimates for the year 2021 for the values of the DESI components
(Selling and Turnover) and e-GDP indicator.

4.5. Forecast by 2025 for Selling and Turnover by Type of Enterprises (All, Large, and SMEs)

In this section, we realized an empirical forecast for the macroeconomic indicators
presented in Tables A3 and A4 in Appendix A. As the graphs for the period 2003-2020 have
obviously different shapes, in order to obtain a good approximation of these shapes we
used the regression models (1) to (6). We chose the best estimation by statistical instruments
and used this estimation to predict the evolution of each indicator by 2025.

We illustrate the algorithm for the data series of the two indicators Selling and Turnover
for all enterprises (All) corresponding to the European Union.

First, we estimated the coefficients of Equations (1)—(6) using as the dependent variable
each of the turnover and selling online economic indicators, respectively. The results are
reported in Table 3.
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Table 2. Short-term forecast by 2021 for DESI (Selling and Turnover) and e-GDP components using

the average growth rate.

C Selling (%) Turnover (%) e-GDP(%)
y 2020 AAGR 2021 2020 AAGR 2021 2020 AAGR 2021
AT 14.45 11.01 16.04 10.58 7.92 11.42 2.30 3.47 2.38
BE 16.28 1.16 16.47 15.29 3.08 15.76 1.96 2.36 2.01
BG 5.39 9.61 5.90 3.06 13.15 3.46 2.00 25.30 2.51
CY 9.68 7.64 10.42 5.24 —1.50 5.16 1.24 19.44 1.48
(@4 19.18 5.35 20.21 18.22 342 18.85 5.71 12.37 6.42
DE 11.48 —5.88 10.80 10.68 6.58 11.39 3.08 —0.60 3.06
DK 25.11 8.38 27.21 19.72 6.30 20.96 7.29 10.19 8.03
EE 10.93 6.68 11.66 12.36 9.25 13.51 6.78 18.13 8.01
EL 6.50 12.52 7.31 4.32 71.87 743 6.65 28.25 8.53
ES 16.18 9.36 17.69 9.74 6.23 10.34 5.63 24.29 7.00
FI 12.14 5.53 12.81 15.63 9.16 17.06 243 15.69 2.81
FR 8.62 —3.82 8.29 12.02 2.46 12.31 4.79 10.65 5.30
HR 20.10 11.19 22.35 13.99 16.95 16.36 1.28 15.21 147
HU 8.92 6.11 9.46 9.21 7.14 9.87 2.33 17.23 2.73
1IE 21.43 0.73 21.59 27.22 7.29 29.20 2.44 1.49 2.48
IT 7.52 11.92 8.42 9.35 4.11 9.73 1.99 10.52 2.20
LT 18.42 9.76 20.21 15.07 6.79 16.09 1.84 6.94 1.97
LU 6.26 12.56 7.05 3.33 5.03 3.50 0.84 7.85 0.91
LV 7.47 6.83 7.98 7.13 1.68 7.25 1.03 24.12 1.28
MT 16.42 10.85 18.20 8.34 14.86 9.58 0.79 9.11 0.86
NL 12.53 3.32 12.95 12.74 8.75 13.85 3.45 10.51 3.81
PL 8.89 7.22 9.53 8.60 4.86 9.02 4.67 29.14 6.03
PT 12.61 0.71 12.70 15.68 3.44 16.22 3.90 14.78 448
RO 11.54 20.29 13.88 8.36 14.57 9.58 3.51 25.96 4.42
SE 20.37 3.66 21.11 15.30 3.08 15.77 2.42 16.66 2.82
SI 11.55 3.59 11.97 11.80 7.31 12.66 1.01 9.99 1.11
SK 11.06 8.48 12.00 10.99 0.38 11.04 1.09 13.48 1.24
EU 11.66 2.41 11.94 11.79 4.21 12.29 3.62 9.03 3.95

Table 3. Estimations of Equations (1)-(6) for Selling and Turnover for all enterprises for EU data.
Turnover Selling
Model Variable Coeff. Std. t-Stat. Prob. Variable Coeff. Std. t-Stat. Prob.
Error Error

Equation C 1.3556 1.4253 0.95 0.36 C 4.1919 3.0899 1.36 0.20
(1) All(-1) 0.9518 0.1031 9.23 0.00 All(-1) 0.7334 0.2091 3.51 0.00
Equation C 0.9506 1.3825 0.69 0.50 C 3.9965 3.4641 1.15 0.27
2) All(-1) 0.3733 0.2396 1.56 0.15 All(-1) 0.5745 0.2698 2.13 0.05
( All(-2) 0.6357 0.2353 2.70 0.02 All(-2) 0.1854 0.2832 0.65 0.53
C 8.2599 0.6569 12.57 0.00 C 12.0763 1.1363 10.63 0.00
Equation t 0.6263 0.0569 11.00 0.00 t 0.3130 0.1470 2.13 0.05
3) AR(1) —0.1425 0.3290 —0.43 0.67 AR(1) 0.3033 0.4346 0.70 0.50
( AR(2) 0.1127 0.3475 0.32 0.75 AR(2) 0.0185 0.3841 0.05 0.96
SIGMASQ 0.5164 0.2568 2.01 0.07 SIGMASQ 1.6710 0.8523 1.96 0.07
Equation C 8.2469 0.3960 20.82 0.00 C 11.9951 0.7365 16.29 0.00
4) t 0.6278 0.0386 16.24 0.00 t 0.3166 0.0719 441 0.00
Equation C 8.7930 0.6382 13.78 0.00 C 13.6538 1.1002 12.41 0.00
5) t 0.4554 0.1632 2.79 0.01 t —0.2072 0.2814 —0.74 0.47
2 0.0096 0.0088 1.09 0.30 2 0.0291 0.0152 1.92 0.08
C 7.9392 0.9386 8.46 0.00 C 14.1372 1.6989 8.32 0.00
t 0.9546 0.4387 2.18 0.05 t —0.4899 0.7941 —0.62 0.55
2 —0.0578 0.0558 —1.04 0.32 2 0.0673 0.1010 0.67 0.52
3 0.0025 0.0020 1.22 0.24 = —0.0014 0.0037 —0.38 0.71

Note: Prob. is Probability (p-value).
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In Figure 10 below, we represented the actual values of the two data series for the
period 2003-2020 (thicker blue line) and the six regression curves corresponding to the
predictions of the estimated models (2021-2025). The simple mean averaging method takes
the arithmetic mean of the forecasts at each observation in the forecast sample.
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Figure 10. Estimation and prediction of total turnover and selling online for EU, horizon 2025, using
the autoregressive model of order 1—Equation (1) (brown line), the autoregressive model of order 2—
Equation (2) (green line), the ARMA model—Equation (3) (black line), the linear regression—Equation
(4) (blue line), the quadratic regression—Equation (5) (yellow line), the cubic regression—Equation
(6) (red line).

To compare the quality of the fit of the six models for the analyzed data, we use several
regression coefficients, computed by EViews, given in Table 4.

Table 4. Fit statistics for models (1)-(6).

R? SSR AIC Schwarz Criterion R? SSR AIC Schwarz Criterion
Model .
Turnover Selling
Equation (1) 0.859 19.714 3.297 3.393 0.468 37.541 3.941 4.037
Equation (2) 0.897 12.209 3.032 3.174 0.486 31.040 3.965 4.107
Equation (3) 0.948 8.779 2.768 3.013 0.608 28.408 3.946 4,191
Equation (4) 0.946 9.141 2.453 2.551 0.564 31.613 3.694 3.792
Equation (5) 0.950 8.430 2.489 2.636 0.655 25.049 3.578 3.725
Equation (6) 0.956 7.560 2.498 2.694 0.658 24.770 3.685 3.881

The values of the regression coefficients in Table 4 lead to the conclusion that Equation (6)
provides a better fit than the other models. To further compare and choose between
estimators to be used for forecasting, we used the forecasting evaluation feature in EViews.
This feature offers four different measures of forecast accuracy, namely RMSE (root-mean-
square error), MAE (mean absolute error), MAPE (mean absolute percentage error), and
the Theil inequality coefficient [85].

For the two tested data series we obtained the following results for the forecast
evaluation procedure in Table 5.

These results show that the polynomial cubic regressions Equation (6) statistically
provided the best estimation of the data series among the six tested models.

From the data in Table 5, for the cubic estimation Equation (6) of the variable Turnover
of the all enterprises (All) of the EU, we find that é&3 > 0, thus the estimation graph is
N-shaped. In addition, there are no turning points, whereas the inflexion time is — 36623 =77
Consequently, the estimated graph shows a convex increasing trend (see Figure 10, left). For
the variable Selling of the all enterprises (All) of the EU, we find that ¢3 < 0, thus the estima-
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tion graph has an inverted N-shape. In this case, the turning points are t; = 4.1, t, = 27.8,
whereas the inflexion time is 16.0, thus the interval of interest for forecasting [19,23] is
included in the concave increasing section of the estimation graph (see Figure 10, right).
Using these estimations, the expected value for 2025 for the variable Turnover is around
27.54, whereas for the variable Selling it is around 20.45.

Table 5. Forecast evaluation for models (1)—(6).

RMSE MAE MAPE Theil RMSE MAE MAPE Theil
Model :
Turnover Selling
Equation (1) 1.159 0.913 6.523 0.039 1.932 1.667 11.928 0.064
Equation (2) 0.822 0.697 4.861 0.028 1.773 1.522 10.931 0.058
Equation (3) 0.778 0.640 4.393 0.026 1.430 1.225 8.724 0.047
Equation (4) 0.733 0.596 4.224 0.026 1.364 1.178 8.449 0.046
Equation (5) 0.704 0.579 4.145 0.025 1.214 0.997 7.010 0.041
Equation (6) 0.667 0.512 3.587 0.023 1.207 0.987 6.969 0.040
Applying the same algorithm to the indicators for Selling and Turnover (All, Large,
and SMEs) for all the EU countries, and choosing the best statistical estimation for fore-
casting, we obtained the corresponding expected values for the horizon 2025, displayed
in Tables 6 and 7. For most of these indicators, the cubic equation is statistically the best
estimate among the six models we tested. The expected values for these have no * in
Tables 6 and 7. For the others, the number of * near the value in Tables 6 and 7 is equal to
the number of the equation representing the best fit, as explained above.
Table 6. Forecast by 2025 for Selling (All, Large, and SMEs).
All Large SMEs
Country 5020 2005 Growth 2020 2025 Growth 2020 2025 Growth
AT 22.31 48.00 115.15 44.55 51.45 15.49 21.68 47.95 121.17
BE 25.54 21.74 —14.88 60.31 53.47 —11.34 24.42 20.37 —16.58
BG 8.31 10.06 *** 21.09 17.82 13.57 —23.85 8.08 10.01 ** 23.89
CY 14.77 18.45 24.92 27.83 33.84 *** 21.60 14.52 18.18 25.21
cz 29.65 3.57 —87.96 50.24 9.60 —80.89 28.77 3.26 —88.67
DE 17.86 6.08 —65.96 36.88 41.33* 12.07 17.22 4.83 —71.95
DK 38.40 81.94 113.39 62.23 66.58 *** 6.99 37.66 81.89 117.45
EE 16.89 26.23 55.30 37.74 55.81 47.88 16.39 25.77 57.23
EL - 12.40 - 24.46 42.53 73.88 - 11.43 -
ES 2473 35.56 43.79 41.83 52.65 25.87 24.27 35.14 44.79
FI 19.12 21.52 12.55 47.71 28.34 —40.60 18.21 20.77 14.06
FR 13.66 16.82 23.13 40.32 8.09 —79.94 12.92 15.75 21.90
HR 30.72 26.84 —12.63 45.36 95.28 110.05 30.15 27.01 —10.41
HU 13.96 8.33 —40.33 35.20 36.93 491 13.37 7.53 —43.68
IE 32.58 53.53 64.30 47.87 47.89 0.04 32.15 53.82 67.40
IT 11.58 18.11 56.39 29.15 23.53 —19.28 11.28 18.02 59.75
LT 27.83 71.69 157.60 34.65 83.09 139.80 27.62 71.29 158.11
LU 9.794 10.79 10.17 21.12 4272 102.27 9.39 9.51 1.28
Lv 11.80 20.35 72.46 35.03 73.68 110.33 11.21 18.88 68.42
MT 25.25 46.79 85.31 41.89 78.30 86.92 24.63 45.45 84.53
NL 19.28 61.80 220.54 32.59 68.01 108.68 18.80 61.51 227.18
PL 14.18 27.08 90.97 38.69 41.67 7.70 13.33 13.98 *** 4.88
PT 19.56 28.06 43.46 45.26 61.39 35.64 18.92 27.20 43.76
RO 17.67 42.03 137.86 28.71 47.41 65.13 17.30 41.96 142.54
SE 31.45 34.44 *** 9.51 63.21 93.03 47.18 30.55 33.63 *** 10.08
SI 18.30 9.09 -50.33 51.36 60.91 18.59 17.33 791 —54.36
SK 17.46 2.13 —87.80 38.87 41.62 7.07 16.60 2.51 —84.88
EU 18.10 20.87 15.30 39.00 35.35 —9.36 17.49 20.45 16.92

Notes: * Equation (1), ** Equation (2), *** Equation (3).
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Table 7. Forecast by 2025 for Turnover (All, Large, and SMEs).

All Large SMEs

Country 2020 2025 Growth 2020 2025 Growth 2020 2025 Growth
AT 16.72 21.13 26.38 2457 7.01 —71.47 10.48 30.08 187.02
BE 31.41 29.75 ~5.28 - 14.34 - - 13.15 -
BG 6.12 6.50 ** 6.21 11.01 14.34 ** 30.25 3.03 1.46 —51.82
CcY 5.95 5.18 ~12.94 7.65 15.15 98.04 5.19 5.31 2.31
Ccz 29.80 3.73 ~87.48 39.00 7.37 ~81.10 18.04 2.88 —84.04
DE 17.90 22.54 25.92 22.80 37.28 63.51 10.58 11.13 5.20
DK 29.47 67.24 128.16 4121 69.62 68.94 19.52 37.12 90.16
EE 14.29 4.36 —69.49 19.09 22.75 19.17 12.24 19.81 61.85
EL 431 9.72 125.52 4.94 11.32 129.15 - 7.83 -
ES 19.14 22.99 20.11 28.04 35.79 27.64 9.64 10.85 12.55
FR 23.07 33.14 43.65 31.72 45.74 44.20 13.85 13.16 *** —4.98
HR 14.42 12.40 ** ~14.01 15.06 14.76 ~1.99 9.12 53.85 490.46
HU 23.25 47.96 106.28 35.57 76.01 113.69 26.95 16.02 —40.56
IE 43.95 44.79 1.91 56.51 43.90 2231 9.26 48.94 42851
IT 12.68 13.77 8.60 17.43 18.22 453 14.92 10.13 ~32.10
LT 13.95 31.80 127.96 12.57 27.02 114.96 - 34.89 -
LV 9.82 18.83 91.75 30.67 43.58 42.09 8.26 9.10 10.17
MT 14.71 11.63 ~20.94 22.67 29.74 ** 31.19 12.61 14.68 16.42
NL 17.29 29.47 70.45 26.04 22.83 *** ~12.33 - 39.33 -
PL 16.79 23.62 40.68 25.83 32.56 ** 26.05 15.53 7.81 %+ —49.71
PT 19.85 34.80 75.31 17.85 43.77 14521 8.28 28.73 246.98
RO 12.42 17.44 40.42 32.79 21.32 ~34.98 15.15 14.01 —7.52
SE 24.44 37.64 54.01 26.32 74.06 181.38 11.68 16.35 39.98
SI 17.81 22,51 26.39 29.66 11.57 ~60.99 10.88 18.07 *#x 66.08
SK 21.43 23.11 * 7.84 27.36 26.29 ~3.91 11.67 5.81 —50.21
EU 19.83 27.54 38.88 24.57 36.16 47.17 10.48 17.44 66.41

Notes: ** Equation (2) *** Equation (3), **** Equation (5).

For Selling (Table 6), the e-commerce market has matured for the Large enterprises,
as a result of which there is a substantially lower estimated growth than that of SMEs in
2025, compared with 2020. At the EU level, there is a decrease of over 9% in Large and an
increase of around 17% in SMEs. The main increases estimated according to the forecast
models used are registered with over 100% in Lithuania, Latvia, Croatia, Luxembourg, and
the Netherlands for Large, respectively, and the Netherlands, Lithuania, Romania, Austria,
and Denmark for SMEs. In addition, the lowest estimated increases are observed in the case
of Large in Ireland, Hungary, Denmark, Slovakia, and Poland (0.04-7.70%), respectively,
and for SMEs in Luxembourg (1.28%) and Poland (4.88%).

For the Turnover indicator (Table 7), the models used empirically estimate an increase
in 2025 compared with 2020, at the EU level, for Large (47%), and especially for SMEs (66%).
Sweden, Portugal, Greece, Lithuania, and Hungary are expected to increase by more than
100% for Large, respectively, whereas Croatia, Ireland, Portugal, and Austria even more
(187-490%) for SMEs, respectively. The lowest increases are found in the case of Large in
Italy (5%), and for SMEs in Cyprus, Germany, and Latvia (2-10%).

5. Conclusions

Creating a Europe-friendly digital age is a top priority for the European Commission.
EU e-commerce rules break down barriers so that people may enjoy full access to all goods
and services offered online by EU businesses.

E-commerce has a profound impact and is changing the business environment in
general, and especially the way business is conducted around the world. The motivating
factor for this study was the lack of research on the degree of adoption of e-commerce by
businesses and its impact on their turnover and society in general.

Therefore, the main purpose of this research was to examine the evolution and provide
a forecast for the percentage of e-commerce enterprises and their turnover, as the main sub-
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components of the integration of digital technologies by enterprises (the third component
of the DESI), as well as the impact on the development of national economies by increasing
the share of GDP obtained from e-commerce in total GDP.

In this sense, the study was oriented in two directions. The first direction aimed
at conducting economic analyses on: (1) the evolution in the period 2015-2020 of the
components of the DESI (global and by enterprises); (2) the evolution of e-GDP in GDP
(nominal and as a percentage) for the period 2015-2020; (3) comparative analysis of the
share of e-commerce enterprises in total enterprises and the share of turnover in online sales
in total turnover by type of enterprise for the period 2003-2020. The second direction of
the study focused on providing forecasts to determine the evolution trend of the variables:
(1) two components of the DESI and the e-GDP only for 2021 (due to lack of data); (2) Selling
and Turnover indicators by types of enterprises for 2025.

The analysis of the evolution of the variables in the DESI (SMEs, Selling, and Turnover)
for the period 2015-2020 both at the EU level and in most states shows a favorable dynamic
for the development of e-commerce, but there is significant heterogeneity in the integration
of e-commerce by countries and by type of enterprise, which confirms the results of the
other research [27-29].

The growth rate of the Selling variable shows that e-commerce has already matured in
developed countries (Western Europe), which have lower growth rates (even negative in
the case of Germany), and is still growing in other countries (Eastern Europe), which have
higher growth rates but started at a lower level.

The results of the analysis show that the share of companies performing e-commerce
and the turnover in e-sales vary significantly depending on the size of the enterprises.
It is important to note that in most countries there is a more significant increase in the
percentage of SMEs that make electronic sales compared to large enterprises, but for most
countries, it is observed that the turnover of large enterprises has increased substantially
compared with that of SMEs. During the period under review, it is noted that Western
European countries have the highest share of total European e-commerce turnover, but
have a moderate growth rate compared with Eastern European countries, which, although
they have a significantly higher growth rate, the total turnover of European e-commerce is
lower, results which are confirmed by another research [30].

The results of this study are in line with previous research [32,33], demonstrating
the impact of e-commerce use by businesses on increasing the level of GDP by constantly
increasing the share of GDP that comes from electronic transactions in all states. The
maturity of the e-commerce market in developed countries is also noticeable here, which,
although they have a slow growth rate of e-GDP, the nominal value is significant compared
with the less developed countries.

The results of the 2021 forecast are in accordance with the findings [77], which con-
firmed that e-commerce will continue to grow at a rapid pace, despite global economic
uncertainty. But it should not be overlooked that growth in 2021 is likely to be signifi-
cantly higher, especially in mature markets, which have had the ability to expand their
e-commerce, coupled with increased demand during the coronavirus pandemic.

Following the forecast for the Selling and Turnover macroeconomic indicators by types
of enterprises, using six regression models, we found that the best estimate for most states
is the time cubic polynomial estimator.

The COVID-19 pandemic has brought a lot of rapid changes, one of which has been on
how to do business at the enterprise level, causing them to adapt quickly to the new way
of trading—e-commerce. According to the results of the forecast, e-commerce is not only
thriving but is expected to grow significantly in most EU countries by 2025. The results of
the study support previous studies [18,21,44,45,56,57], according to which the majority of
traditional businesses have begun to expand their business to the online environment, a
growth that will continue in the coming years, according to forecasts.
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E-commerce can be a major means by which SMEs can compete with their larger
counterparts with the potential to expand into global markets. The current situation of the
COVID-19 pandemic has accelerated e-commerce and e-commerce popularity worldwide.

The results offer important implications both for enterprises (regardless of their size,
but especially for SMEs) and for society in general, by the increase of the share of e-
commerce turnover in the total turnover of enterprises and implicitly on e-GDP. The results
show that companies, regardless of their size, are in a continuous process of adopting a
new form of sales—e-commerce.

From this study, we can derive some recommendations for both companies and
governments of EU member states.

First, companies need to accelerate the pace of digital transformation and e-commerce
adoption to proactively bring about change. At the same time, it is necessary for companies
to be aware that e-commerce is an important technological and distribution tool, which
stimulates competitiveness and innovation to promote their products and services, and they
can easily reach global markets. The crisis triggered by the COVID-19 pandemic requires
companies to accelerate the processes of digitization and implementation of e-business
models to ensure the resilience of the business in conditions of uncertainty.

At the governmental level, EU countries need to pay more attention to supporting
businesses to increase their share of turnover obtained from e-commerce in total turnover,
which contributes substantially to increasing national income.

At the same time, this study can contribute to theoretical research and can contribute
to filling in the gap in the literature on the analysis of companies that carry out e-commerce
activity. Business activity has been severely affected by the COVID-19 pandemic. The
pre-COVID and post-COVID situations are completely different and adapting business to
a new style of work is difficult. But their adaptation to e-commerce is the test that every
company should pass with flying colors.

The current preliminary results will be used in the design of a future in-depth analysis
of e-commerce trends and the new post-COVID-19 pandemic reality and the impact on
the development of each economy. There are some limitations of the current study, on the
one hand on the time horizon for which the data on e-GDP and components of the DESI
were available, and on the other hand the lack of information on the value of e-commerce
transactions by type of enterprise, which could have allowed us to determine the impact of
adopting e-commerce by enterprises on the development of a country’s economy.
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Appendix A

Table Al. Trend and growth rate analysis for SMEs Selling and Turnover (DESI components).

Selling Turnover
Cy Trend 2020/ AAGR Trend 2020/ AAGR
20152020 2015 (%) 2015-2020 20152020 2015 (%) 2015-2020
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Notes: Cy—country; AT—Austria, BE—Belgium, BG—Bulgaria, CY—Cyprus, CZ—the Czech Republic, DE—
Germany, DK—Denmark, EE—Estonia, EL—Greece, ES—Spain, FI—Finland, FR—France, HR—Croatia, HU—
Hungary, IE—Ireland, IT—Italy, LT—Lithuania, LU—Luxembourg, LV—Latvia, MT—Malta, NL—Netherlands,
PL—Poland, PT—Portugal, RO—Romania, SE—Sweden, SI—Slovenia, SK—Slovakia, EU—European Union.
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Table A2. Trend and average annual growth rate for e-GDP.

e-GDP(Billion Euro) e-GDP(% from GDP)
Cy Trend 2020/ AAGR Trend 2020/ AAGR
2015-2020 2015 (%) 2015-2020 2015-2020 2015 (%) 2015-2020
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Table A3. Trend, growth rate, and average annual growth rate for percentage of all enterprises which

use any computer network for sales and percentage electronic commerce turnover of their total

turnover.
Selling (All) Turnover (All)

Cy Trend 2020/ AAGR (%) Trend 2020/ AAGR (%)

20032020 2003 (%) 2003-2020 20032020 2003(%) 2003-2020
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Table A4. Trend, growth rate, and average annual growth rate for percentage of enterprises (SMEs

and Large) which use any computer network for sales.

Selling (SMEs) Selling (Large)

cy Trend Growth AAGR Trend Growth AAGR

2003-2020  2020/2003(%) 2003-2020 20032020  2020/2003(%) 2003-2020
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Table A5. Trend, growth rate, and average annual growth rate for turnover from the EC by enterprises
(SMEs and Large), as a percentage of their total turnover.

Turnover (SMEs) Turnover (Large)
Cy Trend 2020/ AAGR Trend 2020/ AAGR
2003-2020 2003 (%) 2003-2020 (%) 20032020 2003 (%) 2003-2020 (%)
AT ™~~~ 3 1253 M ——t 6852 717
BE e = A= 16649 011 | s A 6567 1540 [
BG o™ 9085 4247 (N ' sag7 044 N
QY o 360686 9207 N 7 214 su (N
CZ o= o 1357 o ay7a 1134 B
DE  we= M 256 373 | A?ws w81 919 M
DK o o~ 13487 682 | o~ s 1261 M
EE  «» —"" 31351 059 | - =™ 51356 1435
EL o M= 3862 3631 [N N 3715 2115
ES  m—m—"""" 71006 1881 [ " 71975 1594
FR " go1s 654 | —" o8 603
HR S ~? 3349 2866 I e~ 53 s N
HU — —omme™ 11451 748 3153 536 SN
B " 13160 838 —r~ 16008 950 M
T e ==~ 77327 1757 B —— w511 1163 W
LT " 45157 1867 M = 31787 aas0 N
LU s ~1020  -1020 |R
IV . 3eaas 101 | omme #2866 2530 SN
MT w—r * 12315 260 | N 3850 158 |
NL A~ 5905 5.19 1 ar—~r 416 ‘
PL o~ 7 23947 254 I o 52440 1415 ‘
PT o === 177064 2928 (O w—— 20019 58 Ml
RO somme——? 173951 3455 = 190525 2983 SN
SE o A~ 1w 1039 N o w310 375
I o ® 3822 sx: | . o494 485
SK  wm— 2710875 260039 I .~ 29651100 39.09 N
EU  wmm——" 12350 558 |l 12446 559




Sustainability 2022, 14, 8943 27 of 29

References

1.

10.

11.

12.

13.

14.

15.

16.

17.

18.

19.

20.

21.

22.

23.

24.
25.

26.

27.

European Commission. Europe’s Digital Decade: Digital Targets for 2030. Shaping Europe’s Digital Future. The Digital
Economy and Society Index (DESI). Available online: https://digital-strategy.ec.europa.eu/en/policies/desi (accessed on
8 November 2021).

European Commission. Shaping Europe’s Digital Future. Digital Economy and Society Index (DESI). 2021. Available online:
https:/ /digital-strategy.ec.europa.eu/en/library/digital-economy-and-society-index-desi-2021 (accessed on 5 November 2021).
World Bank. Small and Medium Enterprises (SMEs) Finance- Improving SMEs Access to Finance and Finding Innovative
Solution to Unlock Sources of Capital. Available online: https://www.worldbank.org/en/topic/smefinance (accessed on
10 November 2021).

Naushad, M.; Sulphey, M.M. Prioritizing Technology Adoption Dynamics among SMEs. TEM ]. 2020, 9, 983-991. [CrossRef]
Stallkamp, M.; Schotter, A.PJ. Platforms without borders? The international strategies of digital platform firms. Glob. Strategy J.
Spec. Issue Digit. Glob. Strategy 2021, 11, 58-80. [CrossRef]

North, K.; Aramburu, N.; Lorenzo, O.]. Promoting digitally enabled growth in SMEs: A framework proposal. J. Enterp. Inf.
Manag. 2020, 33, 238-262. [CrossRef]

Safar, L.; Sopko, J.; Bednar, S.; Poklemba, R. Concept of SME Business Model for Industry 4.0 Environment. TEM ]. 2018, 7,
626-637. [CrossRef]

Botkunow, W. Internationalization of European Small and Medium-Sized Companies. In Eurasian Business Perspectives; Eurasian
Studies in Business and Economics; Bilgin, M., Danis, H., Demir, E., Can, U., Eds.; Springer: Cham, Switzerland, 2019;
Volume 10/1, pp. 39-51. [CrossRef]

Dethine, B.; Enjolras, M.; Monticolo, D. Digitalization and SMEs” ExportManagement: Impacts on resources and capabilities.
Technol. Innov. Manag. Rev. 2020, 10, 18-34. [CrossRef]

Matthess, M.; Kunkel, S. Structural change and digitalization in developing countries: Conceptually linking the two transforma-
tions. Technol. Soc. 2020, 63, 101428. [CrossRef]

Trasca, D.L.; Stefan, G.M.; Sahlian, D.N.; Hoinaru, R.; Serban-Oprescu, G.L. Digitalization and Business Activity. The Struggle to
Catch Up in CEE Countries. Sustainability 2019, 11, 2204. [CrossRef]

Bhatia, A.; Thakur, A. Corporate diversification and firm performance: An empirical investigation of causality. Int. ]. Organ. Anal.
2018, 26, 202-225. [CrossRef]

Moeuf, A.; Pellerin, R.; Lamouri, S.; Tamayo-Giraldo, S.; Barbaray, R. The Industrial Management of SMEs in the Era of Industry
4.0. Int. . Prod. Res. 2018, 56, 1118-1136. [CrossRef]

European Commission. A Digital Single Market Strategy for Europe. Available online: https:/ /eur-lex.europa.eu/legal-content/
EN/TXT/?uri=CELEX%3A52015DC0192 (accessed on 15 November 2021).

Coelho, L.D.S; Oliveira, R.C.; Alméri, T.M. O crescimento do e-commerce e os problemas que o acompanham: A identificagao
da oportunidade de melhoria em uma rede de comercio eletrénico na visao do cliente. Rev. Adm. Cent. Univ. Sales. Sio
Paulo—UNISAL 2013, 3, 63-85.

Abebe, M. Electronic commerce adoption, entrepreneurial orientation and small and medium-sized enterprise (SME) performance.
J. Small Bus. Manag. 2014, 21, 100-116. [CrossRef]

Maki, M.; Toivola, T. Global Market Entry for Finnish SME eCommerce Companies. Technol. Innov. Manag. Rev. 2021, 11, 11-21.
[CrossRef]

Wang, Y.; Hong, A.; Li, X.; Gao, ]. Marketing innovations during a global crisis: A study of China firms’ response to COVID-19. ].
Bus. Res. 2020, 116, 214-220. [CrossRef] [PubMed]

Yin, S.; Zhang, N.; Dong, H. Preventing COVID-19 from the perspective of industrial information integration: Evaluation and
continuous improvement of information networks for sustainable epidemic prevention. J. Ind. Inf. Integr. 2020, 19, 100157.
[CrossRef] [PubMed]

Papadopoulos, T.; Baltas, K.N.; Balta, M.E. The use of digital technologies by small and medium enterprises during COVID-19:
Implications for theory and practice. Int. J. Inf. Manag. 2020, 55, 102192. [CrossRef] [PubMed]

Sheth, J. Impact of Covid-19 on consumer behavior: Will the old habits return or die? J. Bus. Res. 2020, 117, 280-283. [CrossRef]
Barefoot, K.; Curtis, D.; Jolliff, W.; Nicholson, J.R.; Omohundro, R. Defining and Measuring the Digital Economy; Working
paper; Bureau of Economic Analysis, United States Department of Commerce: Washington, DC, USA, 2018. Available online:
https://www.bea.gov /system/files/papers/WP2018-4.pdf (accessed on 14 March 2022).

Dahlman, C.; Mealy, S.; Wermelinger, M. Harnessing the Digital Economy for Developing Countries; Working paper; OECD: Paris,
France, 2016; Available online: http://www.oecdilibrary.org/docserver/download /4adffb24-en.pdf (accessed on 7 March 2022).
Cesnauske, J. Digital economy and society: Baltic states in the EU context. Econ. Cult. 2019, 16, 80-90. [CrossRef]

Stavytskyy, A.; Kharlamova, G.; Stoica, E.A. The analysis of the digital economy and society index in the EU. Balt. |. Eur. Stud.
2019, 9, 245-261. [CrossRef]

Esses, D.; Csete, M.S.; Nemeth, B. Sustainability and Digital Transformation in the Visegrad Group of Central European Countries.
Sustainability 2021, 13, 5833. [CrossRef]

Greco, L.; Maresca, P.; Caja, J. Big Data and Advanced Analytics in Industry 4.0: A comparative analysis across the European
Union. Procedia Manuf. 2019, 41, 383-390. [CrossRef]


https://digital-strategy.ec.europa.eu/en/policies/desi
https://digital-strategy.ec.europa.eu/en/library/digital-economy-and-society-index-desi-2021
https://www.worldbank.org/en/topic/smefinance
http://doi.org/10.18421/TEM93-21
http://doi.org/10.1002/gsj.1336
http://doi.org/10.1108/JEIM-04-2019-0103
http://doi.org/10.18421/TEM73-20
http://doi.org/10.1007/978-3-030-11872-3_3
http://doi.org/10.22215/timreview/1344
http://doi.org/10.1016/j.techsoc.2020.101428
http://doi.org/10.3390/su11082204
http://doi.org/10.1108/IJOA-04-2017-1149
http://doi.org/10.1080/00207543.2017.1372647
https://eur-lex.europa.eu/legal-content/EN/TXT/?uri=CELEX%3A52015DC0192
https://eur-lex.europa.eu/legal-content/EN/TXT/?uri=CELEX%3A52015DC0192
http://doi.org/10.1108/JSBED-10-2013-0145
http://doi.org/10.22215/timreview/1413
http://doi.org/10.1016/j.jbusres.2020.05.029
http://www.ncbi.nlm.nih.gov/pubmed/32501308
http://doi.org/10.1016/j.jii.2020.100157
http://www.ncbi.nlm.nih.gov/pubmed/32839741
http://doi.org/10.1016/j.ijinfomgt.2020.102192
http://www.ncbi.nlm.nih.gov/pubmed/32836646
http://doi.org/10.1016/j.jbusres.2020.05.059
https://www.bea.gov/system/files/papers/WP2018-4.pdf
http://www.oecdilibrary.org/docserver/download/4adffb24-en.pdf
http://doi.org/10.2478/jec-2019-0009
http://doi.org/10.1515/bjes-2019-0032
http://doi.org/10.3390/su13115833
http://doi.org/10.1016/j.promfg.2019.09.023

Sustainability 2022, 14, 8943 28 of 29

28.

29.

30.

31.

32.

33.

34.

35.

36.

37.

38.

39.

40.

41.

42.

43.
44.

45.

46.

47.

48.

49.

50.
51.
52.
53.
54.
55.
56.
57.
58.

59.

Anderton, R.; Jarvis, V.; Labhard, V.; Morgan, J.; Petroulakis, E; Vivian, L. Degree, effects, and key issues. In Virtually Everywhere?
Digitalisation and the Euro Area and EU Economies; Working paper; European Central Bank: Luxembourg, 2020. [CrossRef]
Borowiecki, R.; Siuta-Tokarska, B.; Maron, J.; Suder, M.; Thier, A.; Zmija, K. Developing Digital Economy and Society in the Light
of the Issue of Digital Convergence of the Markets in the European Union Countries. Energies 2021, 14, 2717. [CrossRef]
Volkova, N.; Kuzmuk, I; Oliinyk, N.; Klymenko, I.; Dankanych, A. Development trends of the digital economy: E-business,
e-commerce. Int. |. Comput. Sci. Netw. Secur. 2021, 21, 186-198. [CrossRef]

Bahl, M. The Work Ahead: The Future of Businesses and Jobs in Asia Pacific’s Digital Economy; Working paper; Cognizant: Chennai,
India, 2016. Available online: https://www.cognizant.com/whitepapers/the-work-aheadthe-future-ofbusiness-and-jobs-in-
asia-pacifics-digitaleconomy-codex2255.pdf (accessed on 21 January 2022).

Solomon, E.M.; van Klyton, A. The impact of digital technology usage on economic growth in Africa. Util. Policy 2020, 67, 101104.
[CrossRef] [PubMed]

European Commission. Digital Economy and Society. Available online: https://europa.eu/european-union/topics/digital-
economy-society_en (accessed on 17 November 2021).

Karnitis, G.; Virtmanis, A.; Karnitis, E. Key Drivers of Digitalization; EU Context and Baltic Case. Balt. ]. Mod. Comput. 2019, 7,
70-85. [CrossRef]

Sorescu, A.; Schreier, M. Innovation in the digital economy: A broader view of its scope, antecedents, and consequences. J. Acad.
Mark. Sci. 2021, 49, 627-631. [CrossRef]

Nambisan, S.; Lyytinen, K.; Majchrzak, A.; Song, M. Digital innovation management: Reinventing innovation management
research in a digital world. MIS Q. 2017, 41, 223-238. [CrossRef]

Wiesbock, F.; Hess, T. Digital innovations. Electron. Mark. 2020, 30, 75-86. [CrossRef]

Ciriello, R.E; Richter, A.; Schwabe, G. Digital innovation. Bus. Inf. Syst. Eng. 2018, 60, 563-569. [CrossRef]

Legner, C.; Eymann, T.; Hess, T.; Matt, C.; Bohmann, T.; Drews, P.; Madche, A.; Urbach, N.; Ahlemann, F. Digitalization:
Opportunity and challenge for the business and information systems engineering community. Bus. Inf. Syst. Eng. 2017, 59,
301-308. [CrossRef]

Goldfarb, A.; Tucker, C. Digital Economics; Working Paper 23684; National Bureau of Economic Research: Cambridge, MA, USA,
2017. Available online: http://www.nber.org/papers/w23684 (accessed on 21 January 2022).

Ubelhor, J. Industrieunternehmen und die Transformation von Geschéftsmodellen im Kontext der Digitalisierung—FEine em-
pirische Studie tiber die Auswirkungen anhand des Business Model Canvas. HMD Prax. Wirtsch. 2019, 56, 453—467. [CrossRef]
OECD. Development Co-operation Report 2016—The Sustainable Development Goals as Business Opportunities. Available
online: https://www.oecd.org/dac/development-co-operation-report-2016.htm (accessed on 29 November 2021).

Burki, T. Developing Countries in the Digital Revolution. Lancet 2018, 391, 417. [CrossRef]

Nenonen, S.; Storbacka, K. Don’t adapt, shape! Use the crisis to shape your minimum viable system—And the wider market. Ind.
Mark. Manag. 2020, 88, 265-271. [CrossRef]

Chesbrough, H. To recover faster from Covid-19, open up: Managerial implications from an open innovation perspective. Ind.
Mark. Manag. 2020, 88, 410-413. [CrossRef]

Von Leipzig, T.; Gamp, M.; Manz, D.; Schottle, K.; Ohlhausen, P.; Oosthuizen, G.; Palm, D.; Von Leipzig, K. Initialising
Customer-Orientated Digital Transformation in Enterprises. Procedia Manuf. 2017, 8, 517-524. [CrossRef]

Rojo Abollado, J.; Shehab, E.; Bamforth, P. Challenges and Benefits of Digital Workflow Implementation in Aerospace Manufac-
turing Engineering. Procedia CIRP 2017, 60, 80-85. [CrossRef]

Bedell-Pearce, ]. Safe Digital Transformation for SMEs. Netw. Secur. 2018, 11, 6-7. [CrossRef]

Lee, Y.Y.; Falahat, M. The Impact of Digitalization and Resources on Gaining Competitive Advantage in International Markets:
Mediating Role of Marketing, Innovation and Learning Capabilities. Technol. Innov. Manag. Rev. 2019, 9, 26-38. Available online:
https:/ /timreview.ca/article /1281 (accessed on 21 January 2022). [CrossRef]

Subramaniam, M.; Iyer, B.; Venkatraman, V. Competing in Digital Ecosystems. Bus. Horiz. 2019, 62, 83-94. [CrossRef]

Hajli, M.N. A study of the impact of social media on consumers. Int. ]. Mark. Res. 2014, 56, 387—404. [CrossRef]

Pantelimon, F,; Georgescu, T.; Posedaru, B. The impact of mobile e-commerce on GDP: A comparative analysis between Romania
and Germany and how covid-19 influences the ecommerce activity worldwide. Inform. Econ. 2020, 24, 27-41. [CrossRef]
Abaidi, I.; Vernette, E. Does digitalization create or reduce perceived global value? J. Consum. Mark. 2018, 35, 676—687. [CrossRef]
Fouskas, K.; Pachni-Tsitiridou, O.; Chatziharistou, C. A Systematic Literature Review on E-Commerce Success Factors. In Strategic
Innovative Marketing and Tourism; Business and Economics; Kavoura, A., Kefallonitis, E., Theodoridis, P, Eds.; Springer: Cham,
Switzerland, 2020; pp. 687-694. [CrossRef]

Drew, S. Strategic uses of e-commerce by SMEs in the east of England. Eur. Manag. J. 2003, 21, 79-88. [CrossRef]

Cassetta, E.; Monarca, U.; Dileo, I; Di Berardino, C.; Pini, M. The Relationship between Digital Technologies and Internationalisa-
tion. Evidence from Italian SMEs. Ind. Innov. 2019, 27, 311-339. [CrossRef]

Chen, J.E,; Pan, S.L.; Ouyang, T.H. Routine reconfiguration in traditional companies’ e-commerce strategy implementation: A
trajectory perspective. Inf. Manag. 2014, 51, 270-282. [CrossRef]

Gorla, N.; Chiravuri, A.; Chinta, R. Business-to-business e-commerce adoption: An empirical investigation of business factors. Inf.
Syst. Front. 2017, 19, 645-667. [CrossRef]

Sanchez-Torres, J.; Juarez-Acosta, F. Modelling SME e-commerce with IMAES. J. Bus. Ind. Mark. 2019, 34, 137-149. [CrossRef]


http://doi.org/10.2866/339471
http://doi.org/10.3390/en14092717
http://doi.org/10.22937/IJCSNS.2021.21.4.23
https://www.cognizant.com/whitepapers/the-work-aheadthe-future-ofbusiness-and-jobs-in-asia-pacifics-digitaleconomy-codex2255.pdf
https://www.cognizant.com/whitepapers/the-work-aheadthe-future-ofbusiness-and-jobs-in-asia-pacifics-digitaleconomy-codex2255.pdf
http://doi.org/10.1016/j.jup.2020.101104
http://www.ncbi.nlm.nih.gov/pubmed/32904493
https://europa.eu/european-union/topics/digital-economy-society_en
https://europa.eu/european-union/topics/digital-economy-society_en
http://doi.org/10.22364/bjmc.2019.7.1.06
http://doi.org/10.1007/s11747-021-00793-z
http://doi.org/10.25300/MISQ/2017/41:1.03
http://doi.org/10.1007/s12525-019-00364-9
http://doi.org/10.1007/s12599-018-0559-8
http://doi.org/10.1007/s12599-017-0484-2
http://www.nber.org/papers/w23684
http://doi.org/10.1365/s40702-018-0429-3
https://www.oecd.org/dac/development-co-operation-report-2016.htm
http://doi.org/10.1016/S0140-6736(18)30191-0
http://doi.org/10.1016/j.indmarman.2020.05.022
http://doi.org/10.1016/j.indmarman.2020.04.010
http://doi.org/10.1016/j.promfg.2017.02.066
http://doi.org/10.1016/j.procir.2017.02.044
http://doi.org/10.1016/S1353-4858(18)30110-7
https://timreview.ca/article/1281
http://doi.org/10.22215/timreview/1281
http://doi.org/10.1016/j.bushor.2018.08.013
http://doi.org/10.2501/IJMR-2014-025
http://doi.org/10.24818/issn14531305/24.2.2020.03
http://doi.org/10.1108/JCM-09-2017-2370
http://doi.org/10.1007/978-3-030-36126-6_76
http://doi.org/10.1016/S0263-2373(02)00148-2
http://doi.org/10.1080/13662716.2019.1696182
http://doi.org/10.1016/j.im.2013.11.008
http://doi.org/10.1007/s10796-015-9616-8
http://doi.org/10.1108/JBIM-04-2018-0132

Sustainability 2022, 14, 8943 29 of 29

60.

61.

62.

63.

64.

65.

66.

67.

68.

69.

70.

71.

72.

73.

74.

75.

76.

77.

78.

79.

80.

81.

82.

83.

84.
85.

Astuti, N.C.; Nasution, R.A. Technology Readiness and E-Commerce Adoption among Entrepreneurs of SMEs in Bandung City,
Indonesia. Gadjah Mada Int. ]. Bus. 2014, 16, 69-88. [CrossRef]

Jeansson, J.; Nikou, S.; Lundqvist, S.; Marcusson, L.; Sell, A.; Walden, P. SMEs’ online channel expansion: Value creating activities.
Electron. Mark. 2017, 27, 49-66. [CrossRef]

Nurcahyo, R.; Putra, P.A. Critical Factors in Indonesia’s E-Commerce Collaboration. J. Theor. Appl. Electron. Commer. Res. 2021, 16,
2458-2469. [CrossRef]

Amiruddin, H.; Amrusi, M.; Martahadi, M. An overview of e-commerce adoption in Indonesian SMEs. J. Phys. Conf. Ser. 2021,
1811, 012104. [CrossRef]

Panasenko, S.V.; Cheglov, V.P.; Ramazanov, I.A.; Krasil'nikova, E.A.; Sharonin, PN. Mechanisms of e-commerce enterprises
development in the context of digitalization. Nexo Rev. Cient. 2021, 34, 469—-476. [CrossRef]

Bilgihan, A.; Kandampully, J.; Zhang, T. Towards a unified customer experience in online shopping environments. Int. J. Qual.
Serv. Sci. 2016, 8, 102-119. [CrossRef]

Cardona, M.; Duch-Brown, N.; Francois, J.; Martens, B.; Fan, Y. The Macro-Economic Impact of E-Commerce in the EU Digital Single
Market; Working Paper; European Commission, Joint Research Centre, Institute for Prospective Technological Studies Digital
Economy: Seville, Spain, 2015; p. 9. [CrossRef]

McKinsey&Company. The B2B Digital Inflection Point: How Sales Have Changed During COVID-19. Available online:
https:/ /www.mckinsey.com/business-functions/marketing-and-sales/our-insights / the-b2b-digital-inflection-point-how-
sales-have-changed-during-covid-19 (accessed on 1 December 2021).

Ivanov, D. Predicting the impacts of epidemic outbreaks on global supply chains: A simulation-based analysis on the coronavirus
outbreak (COVID-19/SARS-CoV-2) case. Transp. Res. Part E Logist. Transp. Rev. 2020, 136, 101922. [CrossRef]

Soto-Acosta, P. COVID-19 Pandemic: Shifting Digital Transformation to a High-Speed Gear. Inf. Syst. Manag. 2020, 37, 260-266.
[CrossRef]

Kim, R.Y. The impact of COVID-19 on consumers: Preparing for digital sales. IEEE Eng. Manag. Rev. 2020, 48, 212-218. [CrossRef]
Fletcher, G.; Grifths, M. Digital transformation during a lockdown. Int. J. Inform. Manag. 2020, 55, 102185. [CrossRef]

Priyono, A.; Moin, A.; Putri, O.V.N.A. Identifying digital transformation paths in the business model of SMEs during the
COVID-19 pandemic. J. Open Innov. Technol. Mark. Complex. 2020, 6, 104. [CrossRef]

Bhatti, A.; Akram, H.; Basit, M.; Khan, U.; Syeda, N.; Bilal, M. E-commerce trends during COVID-19 Pandemic. Int. ]. Future Gener.
Commun. Netw. 2020, 13, 1449-1452. Available online: https://www.researchgate.net/publication/342736799_E-commerce_
trends_during_ COVID-19_Pandemic (accessed on 11 February 2022).

99Firms. Ecommerce Statistics. Available online: https://99firms.com /blog/ecommerce-statistics/ (accessed on 3 December 2021).
Tran, L.T.T. Managing the effectiveness of e-commerce platforms in a pandemic. J. Retail. Consum. Serv. 2021, 58, 102287.
[CrossRef]

Veeragandham, M.; Patnaik, N.; Tiruvaipati, R.; Guruprasad, M. Consumer buying behavior towards E-Commerce during
COVID-19. Int. . Res. Eng. Sci. Manag. 2020, 3, 78-82. [CrossRef]

Statista. Change in E-=Commerce Usage to Purchase Products Normally Bought Instore due to Coronavirus (COVID-19) Worldwide
as of March 15, 2020, by Country*. Statista. 2020. Available online: https://www.statista.com/statistics /1105597 / coronavirus-e-
commerce-usagefrequency-change-by-countryworldwide/ (accessed on 1 December 2021).

Shopify. Future of Commerce 2021. Available online: https://www.shopify.com/future-of-commerce /2021 (accessed on 4
December 2021).

eMarketer. Global Ecommerce Forecast 2021. Digital Leads the Way, Building on 2020’s Growth. Available online: https:
/ /www.emarketer.com/content/global-ecommerce-forecast-2021 (accessed on 1 December 2021).

OECD. OECD Policy Responses to Coronavirus (COVID-19). E-commerce in the Time of COVID-19. Available online: https:
/ /www.oecd.org/coronavirus/policy-responses/e-commerce-in-the-time-of-covid-19-3a2b78e8/ (accessed on 2 December
2021).

eMarketer. Global Ecommerce Update 2021. Worldwide Ecommerce Will Approach $5 Trillion This Year. Available online:
https:/ /www.emarketer.com/content/global-ecommerce-update-2021 (accessed on 11 December 2021).

Digital-Agenda-Data. Digital Economy and Society Index. Available online: https://digital-agenda-data.eu/datasets/desi/
indicators (accessed on 14 November 2021).

2021 European E-Commerce Report. Available online: https://ecommerce-europe.eu/wp-content/uploads/2021/09/2021
-European-E-commerce-Report-LIGHT-VERSION.pdf (accessed on 6 November 2021).

Seber, G.A.E; Wild, C.J. Nonlinear Regression; John Wiley & Sons Inc.: Hoboken, NJ, USA, 2003.

EViews. Available online: https://www.eviews.com/ (accessed on 3 November 2021).


http://doi.org/10.22146/gamaijb.5468
http://doi.org/10.1007/s12525-016-0234-1
http://doi.org/10.3390/jtaer16060135
http://doi.org/10.1088/1742-6596/1811/1/012104
http://doi.org/10.5377/nexo.v34i01.11324
http://doi.org/10.1108/IJQSS-07-2015-0054
http://doi.org/10.2139/ssrn.2535842
https://www.mckinsey.com/business-functions/marketing-and-sales/our-insights/the-b2b-digital-inflection-point-how-sales-have-changed-during-covid-19
https://www.mckinsey.com/business-functions/marketing-and-sales/our-insights/the-b2b-digital-inflection-point-how-sales-have-changed-during-covid-19
http://doi.org/10.1016/j.tre.2020.101922
http://doi.org/10.1080/10580530.2020.1814461
http://doi.org/10.1109/EMR.2020.2990115
http://doi.org/10.1016/j.ijinfomgt.2020.102185
http://doi.org/10.3390/joitmc6040104
https://www.researchgate.net/publication/342736799_E-commerce_trends_during_COVID-19_Pandemic
https://www.researchgate.net/publication/342736799_E-commerce_trends_during_COVID-19_Pandemic
https://99firms.com/blog/ecommerce-statistics/
http://doi.org/10.1016/j.jretconser.2020.102287
http://doi.org/10.47607/ijresm.2020.292
https://www.statista.com/statistics/1105597/coronavirus-e-commerce-usagefrequency-change-by-countryworldwide/
https://www.statista.com/statistics/1105597/coronavirus-e-commerce-usagefrequency-change-by-countryworldwide/
https://www.shopify.com/future-of-commerce/2021
https://www.emarketer.com/content/global-ecommerce-forecast-2021
https://www.emarketer.com/content/global-ecommerce-forecast-2021
https://www.oecd.org/coronavirus/policy-responses/e-commerce-in-the-time-of-covid-19-3a2b78e8/
https://www.oecd.org/coronavirus/policy-responses/e-commerce-in-the-time-of-covid-19-3a2b78e8/
https://www.emarketer.com/content/global-ecommerce-update-2021
https://digital-agenda-data.eu/datasets/desi/indicators
https://digital-agenda-data.eu/datasets/desi/indicators
https://ecommerce-europe.eu/wp-content/uploads/2021/09/2021-European-E-commerce-Report-LIGHT-VERSION.pdf
https://ecommerce-europe.eu/wp-content/uploads/2021/09/2021-European-E-commerce-Report-LIGHT-VERSION.pdf
https://www.eviews.com/

	Introduction 
	Literature Review 
	The Digital Economy 
	The Impact of Digitalization on Companies 
	E-Commerce 
	The Impact of the COVID-19 Pandemic on E-Commerce 

	Data, Models, and Methodology 
	Results and Discussion 
	Analysis of the Evolution of EC Components of the DESI (Percentage of SMEs That Sell Online and the Share of Turnover Obtained from EC from the Total Turnover of SMEs) 
	Analysis of the Evolution of the Share of GDP from E-Commerce in GDP 
	Comparative Analysis of the Share of E-Commerce Enterprises in the Total Enterprises and of the Share of Turnover from E-Commerce in the Total Turnover by Types of Enterprises (2003–2020) 
	Short-Term Forecast for DESI (Selling and Turnover) and e-GDP Components 
	Forecast by 2025 for Selling and Turnover by Type of Enterprises (All, Large, and SMEs) 

	Conclusions 
	Appendix A
	References

