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Abstract: Habitat loss has reduced the available resources for apiarists and is a key driver of poor
colony health, colony loss, and reduced honey yields. The biggest challenge for apiarists in the future
will be meeting increasing demands for pollination services, honey, and other bee products with lim-
ited resources. Targeted landscape restoration focusing on high-value or high-yielding forage could
ensure adequate floral resources are available to sustain the growing industry. Tools are currently
needed to evaluate the likely productivity of potential sites for restoration and inform decisions
about plant selections and arrangements and hive stocking rates, movements, and placements. We
propose a new approach for designing sites for apiculture, centred on a model of honey production
that predicts how changes to plant and hive decisions affect the resource supply, potential for bees
to collect resources, consumption of resources by the colonies, and subsequently, amount of honey
that may be produced. The proposed model is discussed with reference to existing models, and data
input requirements are discussed with reference to an Australian case study area. We conclude that
no existing model exactly meets the requirements of our proposed approach, but components of
several existing models could be combined to achieve these needs.
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1. Introduction: What Is the Problem We Are Trying to Solve?

The global honey industry has a current gross value of production (GVP) of more
than US$7.3 billion per annum, with the largest producers being China, Turkey, and
Ukraine [1]. Australia is also a significant producer (within the top 20%) and, with about
1800 commercial apiarists [2], produces an average of 13 kilotons of honey per annum [1].
However, the sustainability of the Australian and global apicultural industries continues
to be questioned [3-7]. This includes the industry’s ability to meet growing demands
for pollination services [8], honey, and other bee products in the future [9]. Currently,
global stocks of managed honey bees are growing too slowly (~45% increase) to match
the rapid growth (300% increase) in the fraction of agriculture dependent on pollination
by animals [8], and a shortage of managed honey bees has been reported for a number of
countries [10]. Of additional concern are well-publicised accounts of elevated losses of man-
aged honey bees in many regions [11,12], including long-term declines in North America
and Europe [13-15]. Among multiple causes [16-18], land-use change and the subsequent
loss and fragmentation of natural habitats are the most frequently cited stressors linked
to the global declines [16,19,20]. Land-use change significantly reduces the amount and
diversity of floral resources (e.g., nectar and pollen) available to the honey and pollination
industries [21]. Since floral resources are a major regulator of bee populations [22-24], it is
not surprising that beekeepers frequently cite poor foraging conditions and starvation as
the cause of colony losses [14,25,26].
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Land-use change and the associated loss of floral resources also lead to reduced
hive yields for apiarists [24,27,28]. This occurs when the nectar supply is insufficient to
meet the colonies’ demands for feeding workers and producing surplus honey. It also
occurs when the pollen supply is insufficient to support the level of brood production and
colony expansion necessary for optimal honey production [4,29,30]. When resources are
particularly scarce, the amount of energy spent searching for and collecting forage (energy
cost) exceeds the energy gain [31], and colonies reduce foraging [32,33] and deplete stores
within the hive [31,32,34,35].

Resource limitations may also cause apiarists to overstock existing forage with hives
(beyond the carrying capacity of the flora) and this can lead to intense resource competition
at the site among apiarists, managed colonies [36,37], and native flower visitors [38], and
further reductions in hive yields [36,37]. It can also have serious financial implications for
the apiarist [36] and eventually lead to withdrawal from the industry [39,40]. Records from
the last 56 years show honey yields have declined in many regions, including Australia,
which is one of the few countries to remain free of Varroa destructor [1,41], perhaps indicating
that the capacity of existing resources to sustain the growing honey bee product and
pollination industries has already been exceeded.

Habitat conservation, together with targeted landscape and habitat enhancement,
have a fundamental role in ensuring adequate floral resources are available to sustain the
growing honey bee industries [4,6,7,42—44] and deliver secondary ecological, aesthetic, and
economic benefits [45]. So far, the focus has been on restoring plant-pollinator community
structure and function within the pollination industry (e.g., [46-52]). With the exception
of a few field trials on a narrow range of flowering plants [53-57], there has been limited
concerted research effort towards restoring landscapes for honey production. In addition,
few studies have attempted to quantify the value of floral resources or sites for bees (but see
e.g., [21,58-64]), or predict their value for honey production [65,66]. Consequently, methods
to help inform the restoration of landscapes for commercial honey operations are currently
limited, and there is an urgent need to develop science-based methods to test and guide
landscape designs before further financial investments are made. In particular, methods
are needed to inform decisions about what to plant, how large to make the plantings,
and how to distribute the plantings across the landscape [6,67-71]. Methods to inform
decisions about optimal stocking rates, movements, and placements for hives [68,72,73]
are also needed. This paper addresses these issues by proposing a modelling approach
that will integrate available information and simulate key processes in order to evaluate
potential site productivity; design plantings to optimise honey productivity; predict how
changes to hive numbers, movements, and placement affect productivity; and identifies
key knowledge and data gaps to prioritise in future research.

2. Overview: What Is Our Proposed Solution?

Our approach is centred on a model that integrates the decision variables and data
inputs to predict honey yields and profit over time (Figure 1). The decision variables are the
plant species mix, area and spatial arrangement, and the hive stocking density, movement,
and spatial arrangement. The model accounts for how changes to each decision variable
affect the bee population, supply of resources, demand for resources, foraging, amount of
resources collected, amount of resources consumed, and hence the honey and pollen stores
and surplus honey produced. Data inputs on the flowering phenology, nectar production,
and pollen production of new plants (plants being considered for restoration) and existing
plants (plants already growing on the site), allow the model to account for the production
potential of different species, and thus helps the user to design plantings that synchronise
the resource supply with the colonies” temporally changing demands. Data inputs on the
climate, landscape configuration (area, density, and location of existing resources), and
resource competition (with other flower visitors) allow the model to account for differences
in environmental and climatic conditions between sites and over time. Finally, economic
data allows the model to account for differences in the economic value of honey from
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different floral sources and differences in the costs of planting different species, as well
as costs of moving hives. Optimisation algorithms can then be used to identify optimal
decisions (e.g., the best choices and designs for plantings or the best stocking densities,
locations, and movements for hives), under the constraints of any particular needs of
the business (e.g., a desire to restore the site predominantly with local native species).
We now discuss the various requirements of the proposed approach, addressing each
component of the conceptual framework (decision variables, prediction model, data inputs,
and optimisation) in turn.
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Figure 1. Conceptual framework for our proposed approach to use a simulation model that integrates
available data to predict honey production, in order to optimise the choice of plants, area of plants,
density of hives, movement of hives, and spatial arrangement of plants and hives on restored or
natural sites.

3. Decision Variables: What Kind of Decisions Will This Approach Help with and
Why Are They Important?

3.1. Plant Species Mix

Since honey bees utilise resources from a large range of plants (>40,000 species are
thought to be of some importance to bees; [74]), each with different flowering times and
offering different resources (nectar, pollen, or both), selecting a suitable plant species mix
can be challenging [52].

Nectar (which is converted into honey) is important to the colony because it provides
their main source of carbohydrates (energy), needed to fuel daily activities, such as ther-
moregulation, wax production, and flight [20]. The value of nectar plants for apiculture
varies considerably [75], but is determined, for the most part, by their potential for honey
production (melliferous potential). This depends on the total number of flowers the plant
produces, the amount of nectar-sugar secreted by each flower (determined by the volume
and concentration of the nectar), and the plants’ length and regularity of flowering [62].
Plants with a very high melliferous potential (>500 kg /ha/season; [76]) are particularly
valuable. However, the plant’s value also depends on the marketability and properties of
the honey produced, including its colour, flavour, aroma, density, viscosity, granulation,
and bioactivity. Kinds of honey with desired or marketable qualities, such as antibacterial
properties, are likely to attain a high market price for the apiarist. If high-value plants also
have a high melliferous potential, the economic outcomes will be considerably improved.
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Pollen plants are equally important to apiculture [75] and provide the colonies’ main
source of protein, lipid, vitamin, and mineral intake, necessary for feeding and rearing
brood [20,77,78]. These nutrients are also required to grow and repair body tissues [79],
build fat cells [80], increase immunity [81] and disease resistance [82,83], and longevity of
the colony [84,85]. The value of pollen-producing plants for apiculture varies considerably,
due to large differences in the amount of pollen produced [60,86-89], and the chemical
composition and nutritive benefit of the pollen [90-94]. The crude protein content of the
pollen is particularly important and ranges from 2% to 60% for insect-pollinated plants [91].
However, optimal levels required for brood rearing range from 23% to 34% [95,96]. Colonies
consuming pollen within this range produce significantly more brood [95,97] and superior
workers [96,98,99], have improved rates of survival and longevity [100] and a greater
potential for collecting resources and producing honey [24,29,30,97,101,102]. However,
there is some evidence that high crude protein levels (>38%) in artificial diets are deleterious
to colonies [79,95,96,103,104]. Although not proven for natural diets, the effect requires
further investigation (but see e.g., [105]).

The balance of essential amino acids is also an important indicator of pollen’s nutritive
value. Ten essential amino acids are required in different minimum quantities for colony
growth and development [79]. Unfortunately, the pollen produced by many flowering
plants are deficient in one or more essential amino acids [106-108]. Consequently, colonies
kept on limited pollen sources may be susceptible to disease (particularly fungal infection
by Nosema), produce little or no brood, and may completely perish [83,109,110]. The
non-protein component of pollen (e.g., lipids, vitamins, and minerals) is also considered
important, but its role is not well understood (reviewed by [20,43,78,111-113]). To reduce
the risk of any of the above-mentioned nutritional deficiencies, planting a mixture of
flowering plant species has been suggested [43,81]. Provisional guidelines suggest a
minimum of twelve plant species (three to five blooming simultaneously) may be sufficient
to maintain populous colonies [70,114,115]. However, because pollen can be deficient
in one or more nutrients, it will be important to target nutritionally balanced species
combinations [93]. Plant selections would also need to complement the phenology of
existing plants and bridge any gaps in flowering or resource provisioning at the site [49]
and ideally account for pollinator preferences. Nectar quality plays a significant role in
pollinator preferences, with nectar-sugar (sucrose) concentrations between the range of 30%
to 50% being more attractive to bees and offering greater calorific rewards [102,116-118].
However, at greater concentrations (above 60%), nectars become too viscous for rapid
withdrawal and are rarely collected by bees [118-120]. Preferences for pollen (reviewed
by [121]) are not well understood but are commonly driven by the availability [122-124]
and concentration of viable pollen [125-127], and duration of flowering [123,124]. Finally,
attractants (e.g., caryophyllene), deterrents, and toxins (e.g., caffeine and nicotine) in the
nectar and pollen may also play a role in pollinator choices [90,128,129], depending on
their concentration [130].

3.2. Plant Species Area and Hive Density

Decisions about the planted area of different species and hive stocking rate should
account for the colonies’ seasonally changing demand for resources (whilst hives remain on-
site). If decisions also account for existing resources already growing on-site, the restoration
work will be more easily managed and cost-effective [131] and plantings can be more
effectively targeted towards balancing the resource supply with the colonies’ seasonally
changing demands [61]. Colonies regulate their demand for carbohydrates (nectar) and
protein (pollen) as larval numbers increase [132-134] and pollen and honey stores within
the hive diminish [133,135,136]. During winter, when there is little or no brood, there will
be a strong carbohydrate bias for resources needed to feed the adults [131,137]. However,
when the queen begins laying eggs there will be a shift towards protein to feed growing
numbers of brood [136,137]. Therefore, resource requirements will depend on colony
dynamics and the number and size of colonies, which can vary between 10,000 bees in
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late winter and 70,000 bees at the population peak in late spring [138,139]. If the resource
supply is limiting for a period of time, because the flowering plant species area is too small
and/or the hive density is too high, then the carrying capacity of the site will be exceeded.
There will be insufficient provisions to feed existing hive members, to produce new brood
or make honey, and larvae may be cannibalised [140]. This can be corrected by increasing
the amount of resources, providing a sugar or pollen supplement, or reducing the number
of hives at the site. Alternatively, if the resources are in oversupply, there will be insufficient
bees to collect all of the forage and additional hives may be added to increase production.
Eventually, increases in the number of hives or the amount of resources will be constrained
by the size of the apiary (capacity of the business) and the area available for planting.

3.3. Hive Movement and Spatial Arrangement of Plants and Hives

Decisions about hive movements and the spatial arrangement of the plants and
hives would need to account for the capability of foragers to utilise and navigate the
landscape [49,141]. Plant and hive arrangements determine how accessible the resources
are to the colony, the probability that they will be discovered or collected [73,102,142], and
the rate of energy return during foraging [143-146]. Placing smaller numbers of colonies
more frequently across the landscape is likely to reduce travelling time to collect forage
and competition between bees and increase the rate of resource collection and honey
production [36,73]. The optimum number and placement of hives are likely to depend
on the same factors that determine a colonies” maximum flight range. These include the
mix, quantity, and quality of the resources within the landscape, competition for resources
(with other colonies or flower visitors), and the mortality risk during flight [33,42,147].
Optimum hive placements and numbers are likely to change temporally and be determined
by the balance between the supply and demand for resources [142,148,149] and climatic
conditions outside the hive. In winter, when bees’ resource demands are smaller (there are
fewer bees to feed), resources close to the hive may be sufficient to meet colony demands. In
addition, resources planted far from the hive may not be collected because less favourable
climatic conditions allow short flights only [32,34,61,150].

The composition and configuration of the plants also affect the way resources are
utilised. Because foragers commonly visit a single flowering species per flight [142,151],
block plantings (clusters) of flowering plants are recommended over widely scattered plant-
ings [115,152]. Block plantings are more attractive to and easily discovered by foragers and
improve foraging efficiency [153-155]. Interactions between co-flowering plants (neigh-
bouring plants that flower simultaneously) may also require consideration. Co-flowering
plants support and share pollinators, though can interact in a positive (facilitative), negative
(competitive), or neutral way [156]. For example, eucalypts are thought to have a com-
petitive effect on the attraction of pollinators to co-flowering Leptospermum species [157].
Plant-pollinator interactions are not well understood and difficult to predict because they
depend on many factors, including the density and abundance of the plants and pollina-
tors [156,158], and require further investigation.

Hive migration may also influence planting decisions and when apiarists are unable
to move their hives (around the site or between sites), it will be important to offer a greater
diversity of plants within the foraging range of the colonies (e.g., plants that flower in each
season). This would ensure the colonies’ resource and nutritional demands are met whilst
the hives remain at fixed locations (which may be year-round). Keeping hives stationary
on a site could reduce foraging efficiency and hive productivity, but also reduce costs and
biosecurity risks; understanding these trade-offs would allow apiarists to make informed
decisions about hive movements.

4. The Model: What Do We Need the Model to Do?

At the centre of our proposed approach is a model that predicts honey production
based on the decision variables and input data. To predict the amount of surplus honey
that may be produced by an apicultural operation, the model needs to first predict how the
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following five variables change over time: (1) the resource supply available for producing
honey (e.g., nectar and pollen), (2) the potential for bees to collect resources, (3) the amount
of resources collected, (4) the bees” demand for resources, and (5) the consumption and
storage of resources. These predictions will in turn depend on the different input decision
variables and input data (Figure 1).

The resource supply at a given time is determined by the mix of nectar and pollen
plants flowering in the landscape. Nectar would be the most important resource for the
model to consider, as honey is produced from nectar. At a minimum, the model would
need to account for the quantity and timing (flowering) of nectar-sugar production for all
significant nectar-producing plant species on the site (i.e., both existing and new species
being considered for planting), along with the area and density of each species (landscape
factors). Ideally, the model may also account for inter-annual variation in nectar production
and exploitation of this resource by other competitors. Pollen is another important resource
since limitations in pollen negatively affect the population and dynamics of the hive. A
simple model might assume that pollen was non-limiting, but ideally, the model might
also account for the quantity or even the quality of this resource (e.g., crude protein and
amino acid content of the pollen). Possible supplementary feeding could also be accounted
for in resource supply.

The colonies’ potential to collect nectar or pollen depends on the size of the foraging
workforce and the number of foragers allocated to collect each resource (nectar or pollen),
which can be predicted using a model of beehive population dynamics. Ideally, the
population component of the model would account for the egg-laying rate of the queen and
the longevity and mortality rate of each life stage (egg, larvae, pupa, hive-bee, and foraging
bee) in the colony. Since the egg-laying rate of the queen likely depends on seasonal and
regional conditions, space or resource limitation in the hive, and the number of adults
available for brood care, it would also be important to account for these. The colonies’
potential to collect nectar or pollen is also strongly influenced by climate (which dictates
the maximum daily foraging hours) and the spatial arrangement of the resources in the
landscape. To account for spatial factors, a simple version of the model would define
all of the plants within a foraging range as accessible, with plants further away from the
hive having a reduced probability of collection, modelled using an appropriate dispersal
kernel (e.g., [159]). However, a more sophisticated model might also predict the colonies’
utilisation of resources using net energetic efficiency (which is dependent on the quality
and distance of the resource), as the primary factor driving patch selection and the amount
of time spent foraging. In a simple version of the model, where pollen availability is
assumed to be non-limiting, the number of foragers available to collect nectar could just be
reduced by the number required to collect the colony’s pollen requirements.

The amount of resources collected will depend on the balance between resource supply
and foraging. If the supply is limiting, foragers will only collect what is available and will
not reach their full collection potential. Conversely, if the foraging workforce is limiting,
foragers will be unable to collect all of the available resources. Therefore, whichever of the
two factors is limiting will determine the amount of resources collected.

The bees” demand for resources will largely depend on the size and composition of
the population, and the amount of resources required to feed colony members of each life
stage. A simple version of the model might assume that the amount of resources required
by foragers is constant, but a more sophisticated model might account for their energetic
requirements, which will, in turn, depend on the distance and spatial arrangements of the
floral resources at any time.

The amount of resources consumed and stored will then depend on the balance
between the bees” demand for resources and the amount of resources collected. If the
amount of nectar collected is greater than the demand for nectar, then the surplus nectar
will be assumed to be converted to stored honey. If the amount of nectar collected is
less than the demand for nectar, then stored honey will be reduced to supply energetic
requirements. If stored honey is unavailable, then we could either assume supplementary
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feeding is introduced, or that mortality rates would be increased and/or egg-laying rates
reduced. If the pollen production of significant forage species on the site was also accounted
for (pollen availability was not assumed to be non-limiting), then pollen deficits would
similarly result in increased mortality or reduced egg production.

The units for the variables would need to be considered carefully, in order to account
for conversion between them. We suggest that nectar, honey, and possibly energetic
requirements could all be accounted for in equivalent grams of honey, while pollen and
protein requirements (if included) could be accounted for in equivalent grams of protein.

Finally, we may want the model to account for economic factors. These may include
differences in the expected market value of the honey produced from different floral
sources; differences in the costs of planting and establishing different floral resources,
and/or the costs of moving hives within or across sites.

5. Existing Models: Do Existing Models Already Do What We Need This Model to Do?

An extensive literature review found only three models [65,66,160] that are able to
predict the production of an apiary using landscape variables. Each of these was distinctly
different in its approach to predicting honey production and provide key insights for the
development of our new approach.

The first model by Janssens et al. [65] used a simple approach to predict apiary
production in the south of Belgium during the honey season (May to July). The authors
considered all of the plants within a foraging range of 2 km from the apiary as accessible to
bees. Forage plants within this range were surveyed and mapped using GIS software to
provide information about the plants’ location, density, and area. Data was also collected
on the plants’ flowering period and nectar productivity (from literature). The production
potential of each species was calculated from the input data and summed to give an
estimate of the total production for the apiary. Several limits were imposed on production
and a rudimentary attractivity equation was applied to account for the effect of distance and
patch quality on forager recruitment. The equation assumes a linear decay in production
with increasing distance from the patch (as bees diffuse out from the hive) and greater
attraction to high-quality patches (defined by the melliferous potential and density of the
plants). However, the authors found that the model overestimated hive yields by more
than 100 times the observed values. This was attributed to the model not adequately
accounting for foraging limitations and the difficulty in predicting production for sites with
a range of floral diversities. The authors acknowledged that their model did not account
for the diurnal pattern of nectar secretion by each species, time costs of foraging (from
the apiary and between patches), pollinator preferences, or the effects of climate. Model
outputs would be significantly improved by including seasonal effects, as well as a colony
component. This would allow the model to account for temporal variations in the size and
dynamics of the colonies and their potential to collect and store resources. It would also
allow the model to determine colony resource demands and account for the amount of
resources consumed by colonies.

The second model by Albayrak et al. [66], uses fuzzy cognitive maps to account
for a large range of factors affecting the production of apiaries in various provinces in
Turkey. Factors accounted for included nectar-producing plants, pollen-producing plants,
adult worker population, brood population, age of the queen, race of the bees, beekeeper
experience, hive type, and a range of climatic variables. However, the output of this model
was limited to a simple ranking of production as low (0-10 kg), medium (10-20 kg), or
high (above 20 kg per hive). Also, the model and information interface do not allow the
user to explore the effect of changing the decision variables (e.g., species mix, area of
plants, number of hives) on honey production. Furthermore, model outputs are specific to
provinces in Turkey and the information system is unable to be used outside its country
of origin.

The third model (BEEHAVE) was developed by Becher et al. [160] for exploring the
effect of different stressors on the performance of a single colony of honey bees and includes
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honey and pollen stores as one of its outputs. It is significantly more complex than the
other two models and is the first to link a colony model with a spatially explicit foraging
model [161]. The colony model builds on existing models (e.g., [162,163]) and accounts for
the development of each age class of the colony (eggs, larvae, pupae, and adults) for both
workers and drones. The dynamics of the cohort are driven by the egg-laying rate of the
queen, which depends on seasonal effects, the age of the queen, available space for brood,
and the number of nurse bees in the colony. Each age class is assigned a mortality rate, but
their survival is also dependent on there being sufficient workers for thermoregulation and
brood care and sufficient resources (pollen) to feed the brood. The amount of resources
consumed by the colony is determined by task-specific nectar and pollen consumption
rates and includes energy requirements during flight. Although the colony model performs
well in simulating beehive population dynamics (predictions of population dynamics
fit empirical field data), it does not allow exploration with multiple interacting colonies
because it accounts for the performance of single colonies only [161,164]. The BEEHAVE
agent-based foraging model builds on a model of foraging behaviour by Sumpter and
Pratt [165] to simulate foraging activities in a user-defined landscape. The landscape
is defined by either manually entering landscape data, importing a landscape picture
or through an optional external landscape model called BEESCOUT [166]. Landscape
combinations are limited to four food sources (i.e., four patch types, with one representative
plant in each patch) and surface water [161]. Landscape information (e.g., patch area and
location) together with resource input data, determine the amount of resources available
to the colony (nectar and pollen), the probability resources will be detected by scouts,
and the utilization of resources by the colony. Forager preferences for nectar depend on
the energetic efficiency of the patch, which is defined by the energy gain and energy cost
of foraging in the patch. Forager preferences for pollen depend on the duration of the
foraging trip. Foraging is limited by the number of hours available for foraging, which
depends on the daily temperature and hours of sunshine. Although the foraging model
accounts for a large range of factors, because landscape combinations are limited, it lacks
versatility and is restricted in its representation of real sites [161]. Unfortunately, this
makes the model unsuitable for predicting the availability of nectar and pollen in complex,
heterogeneous landscapes.

We conclude that no one existing model adequately fills the requirements of our
proposed approach and suggest that a new model that builds on the strengths of existing
models is required. The aspects of nectar and pollen availability in the landscape should
build on Janssens et al. [65], as well as the more recent work of Lonsdorf et al. [58],
Baude et al. [21], Hicks et al. [60], Ausseil et al. [61] and Timberlake et al. [167]. The
aspects of population dynamics, resource demands and consumption, and foraging should
incorporate the strengths of BEEHAVE [160], as well as other colony (e.g., [168-175]) and
foraging models (e.g., [58,147,176-179]).

6. Input Data: What Data Will We Need and How Can We Get It?
6.1. The Swan Coastal Plain Case Study Area: What Is It and Why Is It Relevant?

To illustrate our proposed approach, we use the Swan Coastal Plain (SCP) in the
South-West of Western Australia as a case study. The SCP experiences a Mediterranean
climate characterised by cool, wet winters and hot, dry summers. The vegetation of
this biogeographical region is diverse (more than 8000 native species; [180]), largely en-
demic (47%), and dominated by Myrtaceae, Proteaceae, Papilionaceae, Mimosaceae, and
Epacridaceae families [180,181]. Migratory beekeepers depend on the eucalypt forests,
eucalypt woodlands, and mixed shrublands (kwongan) common to the region, for building
their bee numbers in spring as well as producing honey. In fact, the species-rich eucalypts
(together with closely related Corymbia species) make up the bulk (typically 80%) of the
honey production [182-184], but apiarists in this region also rely on other native species
(including Agonis, Banksia, Callistemon, Calothamnus, Clematis, Daviesia, Grevillea, Hakea,
Leptospermum, Leucopogon and Melaleuca) and exotic flowering plants for nectar and pollen
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(e.g., Raphanus raphanistrum, Arctotheca calendula, and Echium plantagineum). However,
anthropogenic changes, including land clearing for agriculture, urbanisation, and industry,
have greatly reduced the availability of these resources [39,123,185]. On the SCP, between
61% and 65% of the natural vegetation has been lost since European settlement [186,187].
This includes significant areas of eucalypt forests, coastal heaths, and banksia woodlands,
previously utilised by apiarists [185]. Furthermore, remaining resources have been im-
pacted by drought, fire, dieback, salinity, and flooding [2,39,185,188-190]. These impacts
have created a limited resource base for apiarists, which is a significant bottleneck for the
industry and will likely constrain performance and expansion into the future [123,189].
Whilst research and development efforts within the industry have led to advancements
in product development (e.g., active kinds of honey) and improvements in beekeeper
practices [190], the growing popularity of beekeeping (DPIRD beekeeper registrations) is
increasing resource pressures. This has led to the creation of “bee farms” in different parts
of the South-West that have been planted with high-value honey-producing plants (e.g.,
Leptospermum and Eucalyptus species). Furthermore, recent fires within and outside the
study area have led to the development of bushfire recovery plans that include actions
for restoring sites with important nectar and pollen plants for honey bees [2]. The move
towards plantings for honey production and the diversity in potential floral resources
makes the SCP an ideal case for discussing data requirements for our general method.

6.2. Landscape Data

The model will need data on the area cover for any major nectar or pollen resource
plant species already growing on the site, ideally with their location and density. If not
already available, this data may be obtained by mapping the site using ground-based
surveys, aerial image interpretations, or a combination of these [191-193]. Aerial images
and maps showing existing land uses, topography, vegetation, roads, watercourses, and
soil types would also assist with site designs and restoration activities [194]. These features
limit the available space and influence planting decisions in a number of ways (Section 8).
In particular, land uses (including historic land uses) can alter the abiotic and biotic proper-
ties of the soil, affecting which species could potentially be established on the site [195]. For
example, planted species may need to be tolerant of local conditions including waterlog-
ging, salinization, and agricultural run-off. Planting decisions should also take into account
how future climate change may affect plant species persistence and could include the
use of provenances from nearby drier climates (i.e., climate-adjusted provenancing; [196]).
Allowing for environmental change will broaden the evolutionary flexibility of plant-
ings [196,197]. Aerial imagery for the SCP is readily available from Landgate (https://
www0.landgate.wa.gov.au/maps-and-imagery/imagery/aerial-photography/aerial (ac-
cessed on 6 August 2020)).

6.3. Nectar, Pollen, and Flowering Data

Information about the resource characteristics of the plants already growing on the site,
or being considered for planting will also be required, including the melliferous potential
(kg honey/ha/season) and the timing, duration, and quantity of flowering (proportion of
available buds in bloom /fortnight) of each species. This information could then be used to
produce an input file with the quantity of honey that might be produced by each flowering
species for each fortnight of the year (kg honey /ha/fortnight). A similar input file could
be constructed for pollen production. Where available, information on the minimum,
maximum and mean melliferous potential and pollen production of each plant would
enable the model to account for intra-species variation. Data on inter-annual variation
(e.g., [198]) in flowering would enable the model to account for plants that take longer to
reach flowering maturity or plants that produce unreliable or infrequent crops of honey.
Data on diurnal patterns of nectar secretion and pollen release would enable the model
to address shortages in the nectar or pollen supply during the day. If the model was also
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going to account for the quality of the pollen (e.g., crude protein and amino acid content of
the pollen), this would also be required data for the model.

Unfortunately, the availability of nectar, pollen, and flowering data is a significant
challenge worldwide. To date, most research efforts have been directed towards plants of
economic significance in European countries [199,200]. An examination of the literature on
melliferous plants of the SCP (and Australia more generally) shows these resources are less
well researched and documented (Supplementary Data, Supplementary Appendix SA).
A number of strategies could be used to overcome data limitations including: (1) calcu-
lating the melliferous potential and pollen production of each species using data sourced
from available literature (for calculations and data requirements see Traynor [201] and
Ion et al. [62]), (2) studying plants in the field or greenhouse to obtain missing required
data (e.g., [21,60,62,86,88,91,92,120,123,202-205]), (3) using prediction models to estimate
missing data (e.g., [21,60]), (4) estimating missing data using available data for related
species (e.g., [21]), or species displaying similar morphology or plant traits, (5) estimating
missing data using other types of data (i.e., beekeeper records of site or specimen honey
yields), or (6) consulting an experts” opinion [61,66,206]. With more research, model out-
puts will continue to be improved as the quality and availability of nectar, pollen, and
flowering data increases and better accounts for local growing conditions.

6.4. Resource Competition Data

The model would require data or estimates of the exploitation of resources by other
flower visitors at the site (utilising the same resources as honey bees) if this was to be
accounted for. A constant (as adopted by [179]), or temporally changing value, that
accounts for the type, size [207], and/or abundance of other flower visitors could be used
to estimate how much nectar (and pollen) is removed and thus not available to honey bees.
On the SCP (and Australia more generally) honeyeaters (Meliphagidae) and other birds are
the most abundant and widespread nectivores [208]. Typical honeyeaters (weighing 20 g)
may require between 4 (non-breeding birds) and 15 (breeding birds) g sugar per day [209].

6.5. Climate Data

The effect of intra-annual climate variation can be accounted for by: (1) directly
providing fortnightly demographic data (i.e., egg-production and life stage mortality and
longevity) and foraging data (i.e., forager resource collection rate) that already accounts for
varying seasonal or regional conditions, or (2) developing models that estimate fortnightly
demographic and foraging parameters from imported localised weather data. Important
weather data would include the daily air temperature, sunlight hours, wind speed, and
rainfall [66,160,161]. On the SCP, high temperatures during much of the year allow an
extended season for brood rearing, foraging, and honey production, and weather data may
be readily sourced from the Australian Bureau of Meteorology.

6.6. Economic Data

The market value of the honey would be important input data for the model, espe-
cially if honey of different plant species have different values. Australian farmgate honey
prices currently range from $3.70 (e.g., red ash, crow ash, and white mangrove) to $7.20
(e.g., certified organic honey) per kg (M. Bellman, personal communication, 2020). Retail
prices may be as much as $50 per kg for bioactive kinds of honey (S. McLinden, personal
communication, 2018). Because the market value of honey fluctuates depending on prod-
uct availability and demand, it will be important to source current data but also account
for variation and uncertainty in future prices. Data for the SCP is sourced from honey
price schedules available from local honey producers or retail businesses. Planting and
maintenance costs may also be accounted for. These include the cost of seeds and seedlings,
which may be obtained from supplier price lists. Other planting and maintenance costs
may be obtained from local agronomists and restoration ecologists. Finally, operational
costs (e.g., costs of moving hives), may also be important, and sourced from the apiarist.
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6.7. Other Data

Input data accounting for beekeeper management (sourced from the apiarist) may also
be desirable and include the maximum storage capacity of the hives, timing and quantity
of supplementary feeds, and amount of honey extracted.

7. Optimisation: How Do We Determine the Best Design or Decision?

Finally, we propose that optimisation methods could be used to determine which
decisions would produce an optimal outcome. Optimisation methods seek to maximise or
minimise an objective function by systematically searching through input values subject
to certain constraints [210]. In this approach, our objective might be honey production or
annual profit; our input values might be the proportion of a site planted to each of a fixed
number of potential plant species, the number of hives employed, and/or the location of
hives within a site; and the function linking inputs to objective is the model itself. The
constraints might be mathematical (e.g., the total of the proportions of planted area for
each species cannot exceed one); environmental (e.g., only some parts of the landscape may
be suitable for a given plant species, and so the proportion planted to that species cannot
exceed that proportion of the landscape); or due to business values (e.g., no more than
10% of the landscape can be planted with non-local species). Given the relatively complex
nature of the model linking inputs to objective, we expect that computational heuristic
optimisation algorithms, such as evolutionary algorithms or simulated annealing, are
likely to be more useful than purely mathematical techniques [211-214]. Such algorithms
are not guaranteed to always find the absolute optimal solution, but rather a selection of
near-optimal solutions [211]; this would be fine for our purposes, given the uncertainties
in the underlying model and input data [215]. Multi-objective Pareto optimisation could
also be considered e.g., generating a range of solutions that aim to maximise both honey
production and the proportion of local species in a planting, while exploring the trade-off
between the two [216].

8. Additional Considerations: What Else Do We Need to Consider?

A range of public, private, or industrial lands may be restored with honey plants to
provide additional resources and income for apiarists and landowners. These include re-
claimed mine sites [217], mixed-use farms [56,194,218], pollination reserves [69,219], burnt
or degraded bushland [2], multiple-use reserves [53,57], desert dry zones [55], roadside
reserves [57,220] and forestry plantations [40,221]. The economic, environmental, spiritual,
and cultural objectives for each site are likely to be markedly different and need to be
considered in the planting design and whole site plan [218,222]. The design also needs
to function within the existing spatial landscape, which may already include multiple
land cover types associated with different land uses (e.g., livestock, crops, plantations,
infrastructure, recreation) or natural features (e.g., bushland, water bodies). If the property
is being run as an agroforestry system with multiple land uses, plantings may be limited to
previously marginal or non-productive lands. This includes roadside strips, shelterbelts,
riparian buffers, hillslopes, or areas prone to erosion [61,115,217,218]. Plantings will also
be influenced by the capacity of the business (size, available time, and budget), practicality,
and landowner preferences. Preferences may be influenced by the location of residential
dwellings, vehicle access points, firebreaks, water sources, crops treated with harmful
chemicals, or crops requiring pollination [68,141,223]. Although some plantings facilitate
crop pollination [47,158,224] and increase crop productivity [70], there may be a trade-off
in hive health and honey quality, marketability, and production [189], when hives also
service crops. It will be important to consider these, or other economic or environmental
trade-offs associated with different services and land uses (e.g., [218,225]).

It will also be important to consider the local growing conditions of the site (e.g.,
climate, soil, hydrology, sunlight, aspect) and tailor plant choices and plantings accordingly.
Native plants will be more likely to thrive under local conditions and enhance the natural
biodiversity of the area [67]. They may also require fewer nutrients, water, and pest
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management [67]. However, non-native plants can also be suitable options when they are
non-invasive and provide economic as well as ecological benefits [62,70,226-228]. Other
important considerations affecting plant choices include the availability of seeds, access
to irrigation, and planting costs [6]. In some cases, planting costs can be offset by rate
rebates, tax deductions, grants, and carbon credits, especially if the plants are important
conservation flora. However, the plants’ maintenance requirements (including costs) and
ease of restoration also need to be considered. Menz et al. [49] established a framework
for selecting plants based on pollinator attraction and ease of restoration. However, the
framework was developed for restoring the plant-pollinator community structure. Habitat
enhancement for the honey industry also needs to account for honey production and is
bound by industry standards (e.g., B-QUAL) and market prices. Market prices and honey
flows are unpredictable because they depend on market trends, land management practices,
and climatic conditions [189,229]. For this reason, the industry needs to adopt flexible
management practices [229] and establish a diversity of resources, products, and services,
to spread risks and provide alternative incomes [230-232]. This may include offering
pollination services or selling livestock [189,229]; growing honey plants with multiple uses
including timber, pulp, fibre, firewood, biofuel, essential oils, fodder for stock, cut flowers
and edible fruit, seeds, or grains [68,194,233,234]; or planting visual appealing mixtures of
plants to attract visitors for agritourism [45].

9. Conclusions

The honey and pollination industries, which are closely interconnected, are currently
constrained by a lack of floral resources. Resource limitations are a significant bottleneck
for the industry and threaten global food security. The targeted restoration of sites with
high-value and high-yielding forage would increase resources and economic opportunities
for apiarists and landowners. However, methods to inform decisions about what species
to plant, how many to plant, where to plant them, and how many hives the plants may
support are lacking. We propose a new approach, centred on a model predicting honey
production, based on the production and phenology of the flowering plants at the site and
the population dynamics, resource requirements, and foraging behaviour of the managed
colonies. The new approach could be used by apiarists, growers, agronomists, landowners,
researchers, and policymakers to understand and predict the effect of different plant and
hive scenarios on honey production, thus informing restoration and management decisions
and improving outcomes for the industry, particularly as the quality and availability of
nectar, pollen, and flowering data increases. The new approach supports the adoption of
sustainable practices within the industry so that it can continue to meet growing demands
for pollination services and honey-bee products. This is important now and in the future
as apiarists face the challenge of diminishing floral resources.

Supplementary Materials: The following are available online at https://www.mdpi.com/article/10
.3390/5u13116109/s1, Supplementary Appendix SA: Literature on important honey plants utilised
by Australian apiarists, with a particular focus on honey plants utilised by apiarists on the Swan
Coastal Plain, in the South-West of Western Australia.
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