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Abstract: This paper presents an optimal control scheme for an islanded microgrid (MG), which
performs reactive power-sharing and voltage regulation. Two-fold objectives are achieved, i.e., the
load estimation strategy, firstly, approximates the MG’s impedance and transmits this information
through a communication link. Based on approximated impedance information, an optimal regulator
is then constructed to send optimal control commands to respective local power controllers of
each distributed generation unit. An optimal regulator is a constraints optimized problem, mainly
responsible to restore the buses’ voltage magnitudes and realize power-sharing proportionally. The
important aspect of this control approach is that the voltage magnitude information is only required
to be transferred to each inverter’s controller. In parallel, a secondary control layer for frequency
restoration is implemented to minimize the system frequency deviations. The MATLAB/Simulink
and experimental results obtained under load disturbances show the effectiveness for optimizing
the voltage and power. Modeling and analysis are also verified through stability analysis using
system-wide mathematical small-signal models.

Keywords: MG control; reactive power sharing; distributed optimal control; voltage regulation

1. Introduction

One of the important factors of autonomous MG is to drive the electrical network
with high security and reliability at various operating conditions. Control of voltage and
reactive power is a salient step in order to obtain a reliable smart network [1-3]. Such
issues have been investigated by many researchers as it is considered one of the leading
cause for voltage collapse, which may drive the power system blackout [4]. Voltage
vulnerability can be defined as the failure of bus voltage to return at a nominal value under
disturbance [5,6]. Most of the power shutdown came about from voltage uncertainty, which
predominantly came up due to failure of the control system to draw out adequate reactive
power to reinforce the voltage at fault-finding grid buses [7]. The issue principally emerged
from depending on an on-off control facility, without using an automatic control system.
The design of voltage control and the power-sharing layer was first set up by European
countries and later propagated by the United States, Asia, and Africa, respectively [4]. Each
country employed the control layers in accordance with their own methodology, which is
sufficient to remove the voltage fluctuations and well address the reactive power sharing.
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Three hierarchical control loops use to control the voltage and power sharing in
islanded smart grids, i.e., primary, secondary, and tertiary controls layers [8-11]. The pri-
mary layer restores the autonomous MGs voltage magnitude while the secondary con-
trol is responsible for regulating the load buses voltage magnitude within an acceptable
range. Wherein, the tertiary voltage control addresses the setting values of the pilot bus
based on optimal power flow. The droop control schemes are widely used to obtain the
power-sharing by using a communication channel. Power-sharing control schemes of
DG units, based on communication, are master/slave [12,13], concentrated control [14,15],
and distributed control [16,17]. In contrast, the control methodologies without using the
communication channel are mainly based on the droop idea, which includes four leading
categories: (1) virtual framework structure-based scheme [18-23]; (2) signal injection strat-
egy [24]; (3) conventional and variants of the droop control [10,25-29]; (4) “construct and
compensate” based schemes [15,30,31].

The real power-frequency p-f and reactive power-voltage Q-V droop layers are em-
ployed to resolve the power control issues [6,32-35]. Authors presented an improved
power sharing control strategy to regulate the load bus voltage but at the cost of inverter
terminal voltage deviation [27]. A “Q-V dot droop” scheme was developed but the reactive
power sharing was not evident when the local loads were added [36]. The droop control
schemes based on virtual impedance are observed as an evident strategy to deal with
reactive power-sharing problems [30,31,37,38]. The power sharing can be improved by
virtual impedance techniques, but voltage droop and virtual impedance deteriorate the
inverter terminal voltage quality [39,40]. Voltage control methods are presented in [35]
in order to reduce the trade-off between bus voltage and reactive power. Such schemes
develop additional voltage offset for compensation by depending on the communication
link, which may lead to voltage instability due to time delay. A distributed voltage control
scheme is developed to regulate system voltage without a communication link, but the
reactive power-sharing performance has not. Recently, a Kalman filter-based state esti-
mator scheme was used for reactive power sharing and bus voltage regulation, however,
this strategy requires a high bandwidth data rate and thus increases complexity when
generation units are located at long distances [41,42].

Power systems are predominantly working under stressed operating conditions due
to speedy growing load demand. The voltage stability has set off vital concerns in present-
day electrical power system operations which depends on the proportional realization of
reactive power. Even the simplest version of the distribution system faces challenges such
as load bus voltage restoration and at the same time minimizing the circulating reactive
power in grid-forming nodes. Therefore, in this paper, an effort has been made to resolve
such issues faced by an islanded MG distribution network. To the best of our knowledge,
the simple quadratic optimized cost function-based techniques for optimizing the load bus
voltage and power are not fully investigated and further research is required to enhance the
existing studies. In some articles, various methods have been sought to achieve these aims
by acquiring real-time signals at each load bus, however, it overburdens communication
by taking up high communication bandwidth. On that account, this paper presents an
optimal control method, an extension of previous work [34]. The presented method does
not require accurate grid impedance information, eventually reduces the data bandwidth.
We summarize the major contribution of this work as follows:

e  This study is conducted in a radial feeder system accompanied by three load buses
connected with two grid forming nodes.

e  The approximated impedance information of all load-buses is estimated through local
load agents, which reduces the bandwidth data requirement.

e An optimal regulator, an optimized cost function, is constructed to send optimal
control commands to the inner layer of each DG unit. Moreover, the secondary control
layer is responsible to restore the frequency deviations.

e  The MATLAB/Simulink (R2018a, product registered with TJU, China) and experiment
results show the effectiveness of the proposed methodology. For the stability analysis,



Energies 2021, 14, 6490

30f23

Microgrid

separate Simulink and a linear analysis tool are considered to analyze the complex
system by perturbing dynamical equations of the same.

The remainder of this paper is organized as follows. Section 2 presents the design
procedure with details of the system used in the proposed study. Section 3 outlines
the operation principle of the proposed optimal control strategy. Section 4 provides the
derivations of the small-signal model for this MGs system with the employed controls.
Section 5 elaborates the stability analysis of the system under the discussed controls.
Further, it also presents the simulation and experimental results in detail with and without
the proposed control scheme, and finally, Section 6 concludes the paper.

2. Design Procedure

This section details the general procedural design flow of the proposed methodology,
which is primarily composed of load estimation and an optimal regulator, illustrated by
Figure 1. In the load estimation strategy, the load impedance of ith (i = 1, 2, 3) bus is calcu-
lated through measured voltage and current at each bus node. Based on such impedance
information, the grid impedance is approximated in terms of one node, as discussed in
detail in Section 3.1. An optimal regulator sends the control commands u; (uc1, Uc2) to
inner control layers, according to the received approximated grid impedance information.
To adequately describe the problem and presented technique, we now systematically go
about describing the mechanism of optimizing power and voltage, power flow control,
and power steady-state equations with the necessary mathematical representations.

4 N\
—> Load
Estimation
v
uc_1> Inner Voltage Controller, DG Unit 1
Optimal

Regulator Uc )

—>» Inner Voltage Controller, DG Unit 2

Figure 1. Design procedures of the proposed control strategy.

3. Proposed Optimal Control Strategy

This section describes the operation principle of the proposed methodology and
details the associated MG setup employed in this research. For simulation studies, a
radial type of feeder is used as shown in Figure 2, where two DG units are interfaced
using three phase, three-wire power electronics inverters, feeding three load buses V51,
Vius2, and Vy,s3 through feeder impedances with connected loads, i.e., Zjyu41, Zjpaq2, and
Z10ad3- The working principle of load estimation and an optimal regulator is discussed
in Sections 3.1 and 3.2, respectively. System control parameters for the stability analysis,
simulation, and experiment are given in Tables 1 and 2.

3.1. Load Estimation: The Approximation of Grid Impedance

The load estimation strategy does not require the accurate grid impedance information
of each load bus, as the computational complexity increases proportional to the number of
load buses. In this presented study, three load buses connected in a radial configuration
are considered, as illustrated in Figure 3. The technique, firstly sense the voltage Vj,s and
current I,,; at each local load node. Sinus-based park transformation is then employed
from measured three-phase signals to a dq0 rotating reference frame. The angular position
of the rotating frame is given by input 8; in rad /s, which vary from 0 to 27r. Deduce the
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Figure 2. MG power network model and proposed control strategy.
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Table 1. System parameters for simulation and experiment.

Sr. Components Units Components Units
1 Nominal frequency 50 Hz Lioad1/Rioad1 80 mH/60 Q)
5 Simulations V. 300V Lioad2/Rioad2 80.5mH/61 O
Experiments V. 25V Lioads/Rioads 120 mH/80 O
3 Switching Frequency 16 KHz - -
Le1/Lep 1mH/1mH Ls1/Rp 10.5mH/19 Q)
4 Liine1/Riine1 0.5mH/0.75 Q) Lip/Ryp 9.5mH/20.5 Q)
Liine2/Riine2 0.5mH/0.75 O Ly3/Ry3 10 mH/21 Q
5 mp1/mp) 15 x1074/0.5 x 1072 W1, Wi, Wh3 300, 500, 300
Table 2. System parameters for stability analysis and experimental prototype.
Sr. No. Control Parameters for Stability Analysis
Droop gains Min Max
1
mp 0.02 0.32
Frequency restoration
2 Kpt 0.45 29
k¢ 0.2 0.9
Voltage restoration
3 kpv 0.3 25
kiv 0.08 0.48
Time delay
4
Tdelay 0 6
Sr. No. Control Parameters for Experimental Prototype
Components Units Components Units
1. Operating frequency 50 Hz Sampling rate 1ms
2. DG units’ ratings 3A,30V iXi1, X2 200 uH
3. iXc1, X2 20 uF Xe1, i Xg2 60 uH
Zioati (i=1,2,3) imati ;
[Ahhhhh ki Load _EStlmatlon :{ [ ZﬂL,l ’ ZLajlinei ] |
: (Figure 2)
S li ................... -?.-..-.-.-.-.--‘---.-.-.-.-.‘: S ----------------------------------------
1 H ine i : ine. ine2 s 2 aline aline in aline:
2 Vot Riinet Liine1 Vi Liinez  Riine2 Ve € Rajiner  Lajlinet v, Lajinez  Raline2

Zioad1

(a)

Figure 3. Proposed load estimation scheme. (a) Each load-bus impedance is estimated through local load node agents.

Za,line]

Methmatical Representation

!”I”Z

Zﬂ,line]

(b)

(b) Representation of approximated grid impedance in term of 1 load-bus configuration.
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Similarly, deduce the dqo components from every ith (i = 1, 2, 3) load current, re-
sults i = (ig + j.ig) = (ia + j.ig)-e /P2 and igpy = Kppiigne, where, iggo = [ig ig ip]’ and
inpe = [ia iy ic]f. The dgo components of iy is written as:

ic = iy + jig @)

The load impedance information of the ith bus (i = 1, 2, 3) is estimated by the ratio of
Equation (1) to Equation (2), yielding;:

Zioadi = (vq % jug)/ (ig £ jig)

! 3
Zioadi = Zreali T JZimagi ®)

Once the load impedance of each bus is estimated through local node agents, then
the impedance approximation procedure is adopted, expressed by Equations (4)—(7), and
illustrated in Figure 3. Wherein, the two optimal control commands u.; (1., ucp) are
the voltage inputs to the inner control layers of DG1 and DG2, as discussed in detail
in Section 3.2. For the simulation studies, u.; of DG1 has been considered as variable
frequency while u.; of DG2 only voltage magnitude is used. Knowing the parameters,
e.g., S;, load bus impedance Zj,,4; (i = 1,2,3), and optimal control commands u; (i = 1,2),
we can now approximate the three load buses impedances in term of 1 load node as a
mathematical representation depicted in Figure 3.

Ui = Vi + Vig; U(i11) = V(it1)r 4

=3 1 -1
ZaLi = [2 ] 5)

i=1 Zioadi

i = conj(z*si) (6)

Cl

. [ 2%S; i3 1 !
R L i
VaLzmz,l = Ui COTl]( Uej ) =1 Zioadi
. —1
=3
o (28, | 1 ;.
ZaLine,i = Uci [C(m]( Ui ) [E Zlondi:| ‘| /i

Where, the Z1inei (ZaLine1, ZaLine2) and Zgy ; (I = 1) are the approximated transmission
lines and load impedances, respectively. Once the grid impedances are approximated
then the optimal regulator, discussed in Section 3.2, is constructed to compute the control
commands based on received impedance information.

@)

3.2. Optimal Regulator and Algorith Flowchart

The proposed optimal regulator, an equality optimized cost function, computes control
commands according to MG’s approximated load impedance information. To minimize cost
of function, different optimization techniques are being employed, e.g., linear, quadratic,
and higher-order optimization methods. Solvability of linear optimization is easier, but it
only works with linear variables and its problem formulation is peculiar. The solutions
of higher-order cost functions are inconvenient. Therefore, in this study, a constraints
quadrative optimization problem is considered which is convenient for problem formu-
lation and solvability. Some cost functions have constraints reactive power, i.e., Q1 = Q>
results in a tradeoff between real power and voltage magnitude. Since the reactive power
requirement is not stringent, therefore, we considered real power equality constraints, i.e.,
P1 = P;. The desired control commands are acquired by computing the optimization cost
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function that minimizes the reactive power sharing error AQ; and bus voltage error AV,
expressed by Equation (8).

1y

2
min | = <]§1 (whj(vbus]- ~ Virer)) ) + (wo(Qi — Qis1))? ®)

constrainsts P, — P 1 =0 fori =1

where wy; and wq are the weights of bus voltage and reactive power error, respectively.
The term Vi, =300 V (j =1, 2, 3) is the nominal bus voltage, while 1, = 3 is the number of
load buses that has been chosen for study, as shown in Figure 2.

Figure 4 shows the algorithm flow chart to find the minimum of optimized cost
function and is expressed by Equation (9):

A(vlr/ 'Ulq, 02y, )\) = f(vlr/ 'Ulq, 027) - )\g(vli’/ 'Ulq, 021’) (9)
ny 2 )
£ @10,019:92) = | X (0 (Vi) = Vi) " | + (@il Qi = Qi) 10)

Ag(v1r,019,02r) = Pi = Py =0

O I/Ps & Load Estimation

fvalue =Z = 12.74'\ 5

Grid Impedance Approximation 2

‘ ua=314.7V

Function

—» o Solver with initial Guess 500 gl Z= 79% 4
i.e.300V = .

Generates Control e fguis N
Ou o . ®
tput Commands, i.e. Ui — g
- ) 500 0

-500
END ua= sqrt { (vir) 2 H(va:) 2}

ue=310.6 V
Z=1274

v :

O Construct the Function 500

-500
(b) «106

Minima of the Augment <10
Function

[\

ua=3034V
ue=3119V 5

(a) (c)

Figure 4. (a) MG optimal regulator’s algorithm flowchart; (b) and (c) shows surface plots (3D) of minima (i.e., fvalue) and
optimal control commands (i1, 1) at different disturbance load.

The minima of the augmented function A (v, v14, V2, A) are located where all of
the partial derivatives, i.e., (dA/dvy, = 0, dIA/dv1; = 0, dA/dvy, = 0 and IN/IA = 0) are equal
to zero. As the minima “fvalue” of function and control inputs u,;, corresponding to
different disturbance loads, are illustrated by Figure 4b,c. This algorithm numerically
approximates partial derivatives as opposed to analytical evaluation. The important aspect
of the numerical derivative strategy is that it can work for multiple variables without even
changing the code. Computing the algorithm, the optimal regulator sends the required
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control commands u,; (1.1, Uc2) to respective power controllers of the DG units, and the
system works the same until the upcoming sampling update. The term u.; compensates
bus voltage deviation and shares reactive power proportionally. Periodically, the optimal
regulator revises its original control plan due to measurements feedback, in line with the
latest approximated grid impedance information.

3.3. MG Power Flow Control

The complex power delivered is expressed in terms of network voltages and admit-
tances. Single-phase power relations are utilized as all the quantities are assumed to be in
per unit. Therefore, the complex power delivered to the ith bus is written as:

N * N
j=1 j=1

where the term V; is a phasor term, and the magnitude and angle are expressed by
Vi =1Vl Zg;. The term Y; is the admittance matrix element, define G;; and B;; as the
real and imaginary parts, i.e., Y; = G;; + jB;;. By applying the algebraic multiplication to
Equation (A6), and then collecting the real part P; and imaginary part Q;, results in:

N

P =Y |Vi||Vj|£(Gijcos(gi — ¢;) + Bijsin(¢; — ¢;)) (12)
i=1
N

Qi =Y |Vil|Vj|£(Gijsin(e; — ¢j) — Bijcos(i — 9;)) (13)
=1

Power angle ¢ in medium voltage lines are small, and we can assume sing = ¢ and
cos¢ = 1. Therefore, Equations (12) and (13) are re-expressed as:

Pir—o ~ “isin gy 14
i,Ry=0 ~ X [Slnq)l]] ( )

1
V2= ViVicos gy
Xi
where ¢;; = XP;/V;V; and V; — V; = XQ;/V;. Equations (14) and (15) illustrate a direct

relationship among the real power P; and power angle ¢ as well as reactive power Q; and
voltage magnitude (V; — V)).

Qi Ry=0 & (15)

3.4. Mechanism of Phasor Implementation and Reactive Power Sharing

The output (i3, uc2) of the proposed optimal regulator is a set of voltage phasors.
The direct implementation of voltage phasers of ith inverter in MG requires very fast and
reliable communication infrastructure. Nevertheless, in the proposed methodology, the
phases have been adjusted through active power and frequency (p-w) droop control loops,
only voltage magnitudes are updated in accordance with optimal regulator output. This
combination will realize real power proportionally, which is also considered as equality
constraint (P; — P;;; = 0) in an optimized cost function, thus the accurate phase angle will
be automatically modified by the system.

The real power and frequency (p-w) droop expression is illustrated by:

Whi = Wref + dw; (16)

w; = wy; — mp;P; (17)

where w,f, and mp; are the nominal frequency and droop coefficients, respectively. The
slop of frequency droop characteristic is controlled by mp; parameters. Output frequency
of inverter connected with dc power source is adjusted by real power and inner controller.
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Every ith DG unit is composed in its d-q frame, depending on their angle. By transformation
equations, shown in Equation (18), each inverter is transferred to the d-q frame. The
proposed power controller is shown in Figure 5a, where the real power and frequency (p-w)
droop layer is responsible for sending the angle to the ith inverter as given by Equation (19).

]l e ILE] )

(19)

Voi, foi (T~ Uodgi, lodgi
= {abc to dg }——

Inner Loops

Inverter terminal

{ PWM Signal
Gate

y

Voltage ] L

A 4 i

{ldg
Current
Control

| uci |—>i'ldi
Vodi

Vogi Cr Todi
Vodi Togi

Vogi

e O—O it

Vodi.lodi+Vogi. Togi

¥ V=300 v

L‘oad. N th.imal Regulutm.'
Estimation (optimized cost function)

Ucl = V1r + V1g
U2 =12

(a) (b)

Figure 5. (a) Power controller of ith inverter. (b) Inner control loops: voltage and current controller.

The instantaneous real power (Pi) can be expressed in d-q frame, yields by P; =
(we/ (s + we)) and p; = Vyig- dogi + Vogi-logi- Here, the term we is the cutoff frequency of low
pass filters. The vy, and iyg,; are the measured voltage and current in the d-q frame.

Block diagrams of voltage and current control layers are illustrated in Figure 5b. The
differential algebraic equations of voltage loop are expressed by:

Vi = Vpgi — Vodi

Vai = Vogi — Vogi

ity = Fitogi £ wpCrivodi + Kpvi(0}y; — voai) + Kivi(Vyg; — Vodi)
I5i = Filogi = wpCrivogi + Kpvi(v3,; — Vogi) + Kivi(vg,; — Vogi)

(20)

where the term 7y, is the auxiliary state variable and w, is the nominal angular frequency.
The differential algebraic equations of the current layer are written as:

Cai = Tg; — biai
e
Sqi = Tigi — g1 L o @1
v}y = —wpLgitiai + Kpci(ify; — i1ai) + Kici(ify; — i1ai)
0fyi = WoLitigi + Kpei(ify; — i1gi) + Kici(if; — ingi)

where the C dqi 1s the auxiliary state variable and 74, are the quadrature components of ij;.
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3.5. Secondary Layer: The Frequency Restoration Methodology

The aim of the secondary control layer is to observe and minimize the system frequency
deviations. The frequency restoration technique is shown in Figure 1 and expressed by,

N
Y wy
Wavg = S (22)
dwj = (W,0p — Wavg)

5(1]1‘ = kpf(wref - (Um;g) + klf/ (wrgf - wa?}g)dt (23)

where the terms w,r and wgyq are the nominal and measured frequencies, respectively.
The frequency correction term dw; is responsible for regulating the system frequency at
scheduled values, i.e., 50 Hz, while Kpf and K; are the proportional and integral gains,
respectively, for controllers.

4. Small Signal Analysis of the MG System

This section details the stability analysis of the system by varying P-w droop gain
mp; and communication delay T,;. The intermittent latencies and failures of component
communication links may result in power imbalances, deviations in voltages, and frequency.
For this purpose, we separately considered the MATLAB/Simulink and linear analysis
tool to analyze the complex system by perturbing dynamical equations of the same.

The small-signal modeling strategy is based on three important sub-modules, i.e.,
inverter, network, and loads. State equations of the network and the connected loads with
ith DG inverter are presented in the below sections.

4.1. Power Controller

In the proposed methodology, the conventional active power and frequency (P-w) droop
layer is used, where the instantaneous power p = Uyg;.iog; + Vogi-logi and g = Vogi-logi — Vogi-lodi 1S
obtained from the measured voltage and current signals. The small-signal model of active
power can be obtained by linearization, yielding:

AP; = —w ;. AP; + wei(LpgiDvgg; + LogiDvogi + VogiDiogi + Vogiliogi) (24)

where Vog4i = [0odi Vogil T and lodgi = iodi iogi T, Since, the traditional reactive power and
voltage magnitude (Q-V) droop layer is replaced with “optimal regulator”, as discussed in
Section 3.2. Therefore, the state equations for the modified layer of the power controller are
described below, accordingly.

The small-signal modeling of optimized cost function approximates complicated
multivariable function | near vector inputs V*. This task can be achieved more efficiently by
quadratic approximation using the information provided by the second partial derivatives
as compared to local linearization. The approximation of multi-dimensional input of
function J, Equation (9), is expressed by:

1 * * *
SV =V H(V) (V= V") (25)

Qi(V) =j(VF) + Vj(V).(V-V") +
where j(V*),Vj(V*).(V = V*),and }(V — V*)TH]'(V*)(V — V*) are the constant, linear
and quadratic terms, respectively. Here, j is the multi-dimensional input with a scalar
output function. The term Vj(V*) represents the function j gradient which is evaluated at

optimal values V*. The gradient of multivariable function j(v1,v) is presented as sign Vj,
where it contains information of all partial derivate into a vector form, as:

vi=[ &4 4] 26)
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The term H;(V*) in Equation (25) represents the hessian matrix of function j which is
evaluated at V*. The hessian matrix of a multivariable function j(v1, v;) contains all second
partial derivatives into a matrix form. The object Hj is no ordinary matrix; it is the matrix
with functions evaluated at optimal points (v}, v ), as represented by:

oA Ti(of,03)  sod(o},03)
Hi = U1 9% | and Hi(v?, vk) = ol o2 2l 27
] 2 9 j(v1,03) 2 (o5, %) e (27)

0001 o] 001 v} (UT’ U;)

The vector V* is the optimal values [v} U;]T while vector V are the variable inputs
which have the same matrix size of vector V*. Finally, perturbation in Av; and Av, with
respective to approximated load impedance variation AZ; can be achieved, as expressed
by Equations (28)—(34), at optimal values of V* and respective load impedance ZL;.

. Vss 1
Aip; = TéAZLi + EAVQ (28)
0Q;:(Vx,(ZF + AZy;
Fl(Avl,A’Uz,AZLi) = Q]( * ( Li Ll) (29)
aUl
dQj(Vx, (Zj; + AZy;
FZ(AU],AUZ,AzLi) = QJ( * ( Li Ll) (30)
802
Vo
— —1 __vo
AV =) (gvaar A2L) (31)
_ | A
V= { Av } (32)
Avy = [Av;(cos(861) + sin(Js1))] + [vin1 ((—sin(861)Ad1) + jogin ((cos(ds1)Ad1 )] -
Avy = [Av3(cos(ds2) + sin(s2))] + [Vin2 ((— sin(ds2) Ad2) + join((cos(ds2)Ad2)]
Aby + A6

where Ady = A’y — Adgyg and Ady = A’y — Adgyg. In Equation (33), the terms v;,,; and vj,,
are steady-state reference voltages while J5; and J,, are the steady-state angle, calculated as

bs1 + 6
5savg = %} ds1 = 5/51 - 5savg ; 02 = 5/s2 - §savg (35)

Further, the mathematical modeling of gird side filter, complete ith inverter, combined
model of N inverters, and network load model are given in Appendix C, Appendix D,
Appendix E, and Appendix F, respectively.

4.2. Complete MG Model

The node voltages are used as inputs to every subsystem. In the assurance of a well-
defined node voltage, a virtual resistor ry is supposed among every m node and ground;
its symbolic form is defined by

[Avppg] = RN(Minv [Aiepg + Migad[Ailosapg] + MNET [Aljinepo)) (36)

Diagonal elements of matrix Ry are equal to 7y with a matrix size of 2 m * 2 m. The
mapping matrix Mny and Mj,,; are the size of 2 m * 2 m and 2 m * 2 p, respectively. M
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Switch ¥

NET matrix maps the connecting transmission lines onto the network nodes having a size
of 2 m * 2 n. Finally, the complete MG small-signal model is given below.

Ajcim} Axinv
Aijinepg | = AMG | Dilineng (37)
AlloudDQ AlloadDQ

5. Stability, Simulation, and Experimental Verification

This section details the stability analysis, simulation, and experimental results. The
simulations are conducted on MATLAB/Simulink on the circuit configuration shown in
Figure 2. Wherein the two paralleled connected DG1 and DG2 units are feeding three
load buses. In contrast, the experiments are conducted for three phases, 50 Hz scaled
islanded MG prototype as depicted in Figure 6, where the system consists of two identical
paralleled DG units with a maximum rating of 3 A, 30 V. Ethernet module USR TCP 232 is
used for serial communication transmission of data amongst the data terminal equipment
(DTE) and data communication equipment (DCE). The whole platform of islanded MGs is
controlled by a desktop LabVIEW control system. The system and controller parameters
that have been used for the proposed methodology are given in Table 2.

labVIEW System Control Line Impedances

Ky

ﬂ Load Impedences

,\\1‘%

i i

Figure 6. Live laboratory experimental prototype.

5.1. Stability Analysis Results

The complete model of the test system under the presented control scheme is used
to analyze stability under varying communication latencies and control gains. MAT-
LAB/Simulink and linear analysis tools have been used in order to obtain modeling results
by analyzing the complex system through perturbing dynamical equations. Figure 7 shows
the stability plot for the proposed control framework by varying real power droop gain mp
to trace the network trajectory. The control values of the droop gain mp where system poles
appear to be in the vicinity of the unit origin are considered to be maximum allowable
limits. Therefore, using the poles-zero evolutions, the control gain sensitivity, and system
stability are predicted. The maximum and minimum mp gain values used for the proposed
control scheme are 1 x 9.5 and 1 x 9.5%, respectively.
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Figure 7. Effect of mp variation.

Figure 8 demonstrates the pole and zero traces resulting from the behavior of the MG
system by varying the time delays with the presented study. Movement of system poles is
captured by starting with time delay ¢; = 0 and increasing it step by step to maximum time
delay of t; = 3 s. From Figure 8, poles are observed in the stable region for the time delay
values 0 > td < 1 s and outside the unit circle for the td > 1 s which makes the MG system
divergent and unstable.

1
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Figure 8. Effect of the time delay t; on system stability.

5.2. Case Simulation Studies

The circuit and control parameters for simulation studies are shown in Table 1. The
verification is composed of two cases to validate the effectiveness of the proposed control
scheme. In case 1, disturbance load L;,/R;; has been added at bus 2, and later in case 2,
disturbance loads (Ls1/R41, Li2/R42) have been added at bus 1 and bus 2, simultaneously.

5.2.1. Case 1: Power Sharing and Bus 2 Voltage Control

The primary objective of this case study is to observe the power-sharing and load bus
2 voltage performance. The voltage magnitude of bus 2 should be at its original state, i.e.,
Vier = 300V, in the presence of load disturbance. Initially, the voltage error weights wy;,
wyy, and wy3 for three buses are set at a default value of 1. A disturbance load L;,/R;, with
values of Lj; = 69 mH and R, = 9.9 ohms is now added at bus 2 at 0.3 s. The behavior of
voltage regulation, active, and reactive power sharing under disturbance load is shown
in Figure 9. An obvious active, reactive power sharing error is observed once the L;,/R
is added as illustrated in Figure 9a,b, which is later compensated to almost zero once the
proposed control scheme is activated at 0.3 s as depicted in Figure 9¢,d. All three load buses
voltage curve behavior is shown in Figure 9f. A rough average of 7 V voltage deviations
are observed in Figure 9g which is compensated to almost zero once the proposed strategy
is activated. The 6 V voltage deviation occurs at bus 2 and even the proposed control
scheme is activated, shown in Figure 9e by the red cure. This deviation is removed and bus
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2 voltage is regulated by varying the respective voltage error weight wy;, set from 1 to 300,
as depicted in Figure 9g.
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Figure 9. Simulation results. (a) Active power response without proposed control scheme. (b) Re-
active power response without proposed control scheme. (c¢) Proportional active power sharing
proposed control strategy. (d) Proportional reactive power sharing with proposed control strategy.
(e) Load buses Vi1, Vipusr and V53 response curve. (f) Average load bus voltage curve of V41,
Vius2 and V3. (g) Load bus V5, response by changing wy, from 1 to 300.

5.2.2. Load Variation at Bus 1 and Bus 2 Simultaneously

To further investigate the superior control performance of the proposed optimal
control strategy two disturbance loads (Lj; = 69 mH, Ry; = 9.9 ohm, L;3 = 69 mH and
R43 = 9.9 ohm) are exerted at bus 1 and bus 3, simultaneously. It is observed that the
disturbance leads to a heavy power-sharing error and respective bus voltage drop, shown
in Figure 10. Active and reactive power response with conventional control scheme is
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demonstrated by Figure 10a,b. Such power-sharing errors are eliminated and compensated
to almost zero, once the proposed methodology is activated at time 0.3 s, illustrated in
Figure 10c,d. Three load buses voltage response and average voltage response with and
without presented control schemes are depicted in Figure 10e,f, respectively. Figure 10e
shows the average of 5 V volts deviation at bus1 and bus 3, and even the control strategy
was activated. This deviation is improved and restored to a nominal voltage by varying
both buses voltage error weights, set from default value 1 to 300 (wp; = 300 and wy; = 300)
as demonstrated in Figure 10g.
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Figure 10. Simulation results. (a) Active power response without proposed control scheme. (b) Re-
active power response without proposed control scheme. (c) Proportional active power sharing
proposed control scheme. (d) Proportional reactive power sharing with proposed control scheme.
(e) Load buses V57, Viyusp and Vi3 response curve. (f) Average load bus voltage curve of V47,
Vius2 and Vyys3 (8) Vs and Vg3 voltage curve by weight (wy;, wyy) variation from 1 to 300.
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320

Angular Frequency (rad/s)

305

Distributed secondary control strategy is used to regulate the system frequency. In
Figure 11, it is noticed that activation of the proposed strategy at time 0.02 s, yields
frequency restoration within an acceptable range of +0.5 Hz.
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Figure 11. System frequency regulation curve.

5.3. Experimental Results

An accompanying experiment is conducted to validate simulation results, wherein the
disturbance load Lj,/R; is exerted at bus 2 at time 0.02 s. Power-sharing error and voltage
deviations caused by disturbance are depicted in Figure 12. Real and reactive power sharing
curve response with conventional scheme is demonstrated by Figure 12a,b, respectively.
From Figure 12¢,d, the real and reactive power sharing errors are compensated almost to
zero once the proposed optimal control methodology is activated. All three load buses
voltage response curve are collectively shown by Figure 12e, where the initial conditions
of parameters are same for both conventional and proposed control strategies. Figure 12f
illustrates the average buses voltage response, where it is observed the average bus voltage
deviation is restored to its original value (black cure) once the proposed control strategy is
activated. Figure 13 shows the variation of optimal control commands u.; (28.25 — 0.37 V)
and ug (27.30 V), before and after the disturbance load exertion. Good agreement is
observed by comparing the simulation and experimental results. The effectiveness of the
proposed optimal control scheme is thus confirmed.
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Figure 12. Experiments results. (a) Active power response without proposed control scheme.
(b) Reactive power response without proposed control scheme. (c¢) Proportional active power sharing
proposed control scheme. (d) Proportional reactive power sharing with proposed control scheme.
(e) Three buses V51, Vipusy and V53 response. (f) Average voltage response of V51, Viysy and Viygs
(8) Vyus1 and Vy,q3 voltage response.
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Figure 13. An optimal control inputs (u;) to lab-scaled distributed generation units (a) Variation of
ue; (U1, Ue2) under disturbance load at 0.02 s. (b) An imaginary part (v1,) of u curve, in red, on
smith chart.
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6. Conclusions

In this paper, an optimal control technique is presented for islanded MG. This study
performs two tasks: load estimation and an optimal regulator. The load estimation strategy
approximated the grid impedance and transmitted the information through a communi-
cation channel. An equality constraints optimized problem, called an optimal regulator,
sends optimal control commands to respective inner voltage control layers of each DG unit.
In parallel, a secondary layer is implemented to regulate system frequency. To observe the
effectiveness of the proposed methodology, we have exerted the disturbance loads at bus 2
as well as bus 1 and 2, simultaneously. In accordance with the proposed optimized cost
function, the MG is at the optimum operating point as verified through the case simulation
and hardware studies. Modeling and analysis of three-phase inverter-based MG was also
verified through stability analysis using system-wide mathematical small-signal models.
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Appendix A

ug = 3(ugsin(®;) + up sin(d; — 271/3) + ucsin(9; +27/3))
Uy = %(ua cos(9;) + up cos(d; — 27t /3) + uc cos(9; +27/3)) (A1)
Uy = %(uu + up + uc)

where the u,,. are the bus voltage or current three-phase signal to dq0 rotating refer-

ence frame.
Transformation Matrices

sin(9;) —cos(d;) 0
Kpto = Kppj = | cos(d;) sin(¢;) 0 (A2)
0 0 1

Appendix B. Transformation Matrices

N N
ViV = |VilZe:i)_ (Gij + Bij) " (|Vj| 29j) " = Vil £9: ) (Gij — jBij) (|V;] £ — 95) (A3)
=1 =1
N N
=) [VilZe:i(|Vj|£ = ¢;) (Gij — jBy) = ) |Vil|Vj|£(9i — 9;)(Gij — jByj) (A4)

j=1
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By converting the phasor expression into a complex function of sinusoids, i.e., V =
[VIZp =1V I(cosp + jsing),

N
si= Y [VillvilZ(g: — 9)(Gij — jBy) (85)
j=1
N
=Y |Vil|Vj|£(cos(9i — ¢;) + jsin(¢; — ¢;)) (Gij — jBij) (A6)
j=1
= P +jQ; (A7)

Appendix C. Grid Side Filter Model

The small-signal model of LC output filter and coupling inductance by assuming that
voltage provided by the inverter is the same as the demand voltage is expressed as:

dijagi Ryi . 1 1
at = 7L7ﬁ‘lldqi + Wi-liggi + Tﬁ‘vidqi - Tﬁ‘vodqi (A8)
dvodqi 1 . 1
dt = —Wi-Vodygi + Fﬁ-lldqi - Fﬁ.IOdqi (A9)
diodqi R, . . 1 1
dt = _Td'lodqi + Wi-lodgi + Td-vodqi - ?d'vobdqi (A10)

LC filter and coupling inductance, there linearization small signal equations re repre-
sented in following equation, where w,,

Niggi Aijggi
Avogei | = Acsr | AUodgi | + Basr1[Avigg] + Bosra[Avbagi] + Bosrs[Aw]  (A11)
Aiodqi Alodqi

Appendix D. Complete Model of an ith Inverter

The output currents are the output variables of ith inverters which can be expressed
in vector form Aigggi- Aiopg;, which is a small-signal output current, expressed as:

(842DQ) = (77} i)+ (2} 80] = | G20 S | i)+ | Zicool®) S0 s qary

[ cos(é) —sin(d) iy ] 5 TC = —Ipgcos(d)  —Iogsin(d)
~ | sin(6)  cos(6) |1Tedalr TS T 1 Lsin(d) Ipg cos(9)
Bus voltage on the common reference frame is the input signal to the ith inverter

model. Therefore, by using reverse transformation, the bus voltage can be converted into
an ith individual inverter reference frame.

} [Ad) (A13)

(A14)

[Aubdq] _ [T771]-[AubDQ] + [Tgil][Aﬂ, Where, Ta—l _ |: _ubD Sin(5) + UbQ COS((S) ]

—Upp cos(6) — Upg sin(d)

By combining the aforementioned state-space models for three controllers of an ith
inverter the complete small-signal model can be obtained.

[Axinvi] - Ainvi'[Axinvi] + Binvi‘[AubDQi] + Biwcom~[chom} (A15)

[ Aw; } _ [ Cinvwi

Ai,DQ Cinoci ] [ Atin] (Al6)
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where,
T
[AXinp] = {AéiAPiAQZ’A(PdiAGoin')’diA')’inildiAilqiAvodiAquiAlodiAloqi} (A17)
Ap; 0 0 Bp;
B,1,Cpoi 0 0 B;

Ao — vli“Pvi v2i A18
et BGsriDy1iCpoi B1iCoi 0 B1iDw2i + Beai (A18)
Besrai [T,;' 00] + BasrsiCpuwi Besr1iDe1iCoi Besr1iCei Acsri + Besrii(De1iDozi + Deai) | 15,13

0 Bpweom [ ]
B”’l?}l - 0 » BleOm - 0 7 Cmvwz - < [O 0 0 0]1><13 i # 1 (A19)
BasraTs 132 0 13x1
Cinvci = [[TC 0 0] 00 [0 0 TS]]2><13 (AZO)

Appendix E. Combined Model of N Inverters

In MG, the N number of DG inverters may be operating as a source at variable
distances among each other. In this section, our approach is to discuss the possible sub-
models form of all individual ith to kth DG inverters and combine them to the existing
corresponding network. The combined small-signal model of “N” number of DG inverters
can be represented as:

[Axinv] = Ainv'[Axinv] + Binv'[AvbDQ} (A21)
[AiODQ] = Cinvc-[Axinv] (A22)
where,
) _ A, ) ) ) T, o _ Aino1 + Brwcom Cinvwl 0
[Axmv] - Amv‘[Axmlexva s AxmvN] ’ Amv - 0 Aim}2 + B2wcomcinvw1 —— (A23)
Binp = { Biron } 5 [Avppo] = [AvspQ1AVDQ2 - - - AVDEN]; Cinoe = [Cinocr] 0 } (A24)
Binoa |13nx2m 0 [Cinoca] Jonx1an

Appendix F. Network and Load Model

If an ith feeder line is connected between node j and k, then algebraic equations can be
presented as the following:

dilineDi Riinei . - 1 1
= — 11; i+ wiy; i+ 71)[,D' — 7’0ka (A25)
dt Llinei ineDi ineqQi Llinei / Llinei
dilineqi Riinei . , 1 1
=- ilineQi — WilineDi + 0pQj — 0pQk (A26)
dt Liinei M Liinei ) Liinei
[Ailinepo] = ALINE-[Dilineg] + BiLive-[Atypgi] + Barinve-Aw (A27)

where,

. . . . T . . . T
[Ailinepg] = [Dilinepo1 Ditinen@2 - - - Altinepgh] , [Buippgi]l = [Dippo1 Aippr - - - Mippom] » Dw = Aweom (A28)

ByLiNE1

BiLiNE1 }
7
BoLINE2 |41

ALINE1 0 }
BiLINE2 |9 som

ALINE = ; BiLINE = [ ByLINE = [ (A29)
0 ALINE2 2nx2n
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Riinei —1
— w; Lineoi 0
T i I —
ALINEi = [ A ]BZLINEi = { - Ill”‘eQ]’J } BiLiNgi = [ 0 ng'f’ ] (A30)
] - et
2Xx2m

linei

The state equations for RL load connected via an ith node can be written as follows:

dijoadDi Rioadi . ; 1
- _ g 0i + ——0vD; A31
it Lios illoudzDz + WijoadiQi + Liond: UpLi ( )
diloain _ Rloadii Wi N LZJ Qi (A32)
dt Ligagi 2" loudiDE T i

Therefore, if there are p load points available in a particular network then the small-
signal model can be presented as:

[Al1oaapg] = ALoAD-[Diloadpo] + BirLoaD-[Auppil + Baroap-Aw; (A33)
A _ | Aroam 0
LOAD 0 ALOADZ ’
2px2p (A34)
B _ | Biroap B _ | Baroapn
1LOAD B1roAD2 7 2LOAD BaroAD2
2P x2m 2nx1
where,
_ Riogai n , 1
ALoapi = [ Ploadi ! ] , Baroap = [ _IlloadQl . } , Biroapi = [ 0 T ] (A35)
Wi T T loadQi U P
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