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Abstract: Recent developments in Distributed Satellite Systems (DSS) have undoubtedly increased
mission value due to the ability to reconfigure the spacecraft cluster/formation and incrementally
add new or update older satellites in the formation. These features provide inherent benefits, such
as increased mission effectiveness, multi-mission capabilities, design flexibility, and so on. Trusted
Autonomous Satellite Operation (TASO) are possible owing to the predictive and reactive integrity
features offered by Artificial Intelligence (AI), including both on-board satellites and in the ground
control segments. To effectively monitor and manage time-critical events such as disaster relief mis-
sions, the DSS must be able to reconfigure autonomously. To achieve TASO, the DSS should have
reconfiguration capability within the architecture and spacecraft should communicate with each other
through an Inter-Satellite Link (ISL). Recent advances in Al, sensing, and computing technologies have
resulted in the development of new promising concepts for the safe and efficient operation of the DSS.
The combination of these technologies enables trusted autonomy in intelligent DSS (iDSS) operations,
allowing for a more responsive and resilient approach to Space Mission Management (SMM) in terms
of data collection and processing, especially when using state-of-the-art optical sensors. This research
looks into the potential applications of iDSS by proposing a constellation of satellites in Low Earth
Orbit (LEO) for near-real-time wildfire management. For spacecraft to continuously monitor Areas of
Interest (AOI) in a dynamically changing environment, satellite missions must have extensive coverage,
revisit intervals, and reconfiguration capability that iDSS can offer. Our recent work demonstrated the
feasibility of Al-based data processing using state-of-the-art on-board astrionics hardware accelerators.
Based on these initial results, Al-based software has been successively developed for wildfire detection
on-board iDSS satellites. To demonstrate the applicability of the proposed iDSS architecture, simulation
case studies are performed considering different geographic locations.

Keywords: astrionics; bushfire; disaster management; distributed satellite systems (DSSs); edge
computing; hyperspectral imagery; intelligent DSS (iDSS); mission management; optical sensors;
PRISMA; trusted autonomous satellite operations (TASO); wildfire
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1. Introduction

Low-cost Distributed Satellite Systems (DSS) will potentially play a significant role in
the design of future space missions. These systems will collaborate to accomplish difficult
mission goals. Real-time multi-spacecraft coordination, data processing, and prioritisation
will not only optimise mission science return by establishing observational parameters
of interest or success, but it will also facilitate outer solar system missions and missions
in extreme environments (e.g., lo, Venus, subsurface Europa) where communication with
ground operations and ground-based analysis times are limited. This will allow for a
greater return on investment in mission science. This capability will enable previously
unthinkable classes of missions by providing levels of autonomy that are unparalleled in
the sector [1-3]. It will be necessary to make significant advances in the capabilities of the
architectures that are used to implement these envisioned space missions in order to be able
to carry them out. DSSs are comprised of a large number of spacecraft that cooperate with
one another to accomplish a specific mission objective [4]. In some circumstances, DSSs
combine to generate a sensory system that would be impossible to create on a monolithic
platform [5,6]. In other configurations, they use distributed measurements to extract data
on the spatial and temporal consequences of phenomena that are far larger than what a
single spacecraft can observe due to limited swath width and duty cycle [7,8].

There has been a great deal of interest in addressing the technology required to
enable new applications, particularly in cases where DSS-dependent missions are becoming
increasingly important. On-board processing, inter-satellite networks, and autonomous
decision making are the primary focuses of this article. These three technologies are
interdependent and cannot exist without one another. For example, the processors that
are implemented on board must have sufficient processing capability in order to process
the data that are necessary for drawing conclusions as well as any computation that may
be involved in the process of making decisions that are time-sensitive or computationally
intensive. In addition, owing to the inter-satellite networks, the DSS spacecraft are able
to communicate with one another and coordinate their activities without the need for
immediate ground control. Because the ground link has a restricted bandwidth and
latency, this feature is critical, especially for activities that take place in outer space [9,10].
A mission’s risk is reduced when it is spread among several launches, ensuring that the
entire system is not destroyed in the event of a launch failure. Additionally, it provides
the option to gradually build the system in orbit, allowing for the construction of various
modules at various stages. The modular architecture theory serves as the foundation for
DSS architecture. A study by the Research and Development (RAND) Project air force
shows that [11]:

(a) Distributed constellations may weigh less and cost less to launch.

(b) Distributed satellites may perform better during deployment.

(c) Distributed satellite constellations may be able to fail more gracefully.

(d) Distributed satellite constellations may be more survivable in a cyber attack.

The primary goal of a DSS is to deliver a more responsive and resilient solution to
meet the expanding demands of the scientific community and also the defence sector by
aiding in the measurement and prediction of Earth Observation (EO) missions [12] and
Space Based Space Surveillance (SBSS) missions [13-18] in the hope of enhancing space
sustainability. Distributed satellite architectures can also be classified as formation-flying
missions. Examples include PRISMA [19,20], GRACE [21], and TerraSAR-X-TanDEM-X [22].
DSS are categorised based on the type of mission and function they perform. Activities
required to meet local objectives (i.e., those specific to each module) or small bits of a
global objective’s functioning (i.e., particular to the infrastructure) may be included in
modules performing activities in a distributed infrastructure, whether it be in independent
satellite systems or distributed spacecraft. The main classification of the satellite system
is shown in Figure 1. Table 1 provides a detailed description of different types of DSS
architecture. The level of the operational independence of a satellite or a fraction of
distributed spacecraft is characterised as operational/functional independence. Individual
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spacecraft or fractions of a distributed spacecraft’s homogeneity is defined as the degree of
similarity between them [9,23-25].
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Figure 1. Classification of satellite systems.

Table 1. DSS architecture types. Adapted from [24].
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A DSS has several advantages: (i) simultaneous multipoint data collection, (ii) in-
creased availability, (iii) the ability to look at different things at once, and (iv) reduced
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downtime and graceful degradation. A DSS that includes these enabling technologies can
provide four major benefits [3]:

i. Distributed Coordination: can share data and change what they prioritize.
ii. Autonomous Re-tasking: can respond to environmental stimuli autonomously, without
requiring intervention from a ground operator.
iii. Increased Availability: when only a single spacecraft can be reached, it can relay com-
mands to the others.
iv. Workload Balancing: can re-task satellites based on available computation, power, and
communications resources.

The purpose of this research is to demonstrate the Trusted Autonomous Satellite
Operations (TASO) of a DSS for mission management, such as wildfire detections. The
findings of such analyses could be useful for future time-critical missions, i.e., disasters
and rare events, and the following contributions were made from an intelligent DSS
(iDSS) perspective:

e  Mission Astrionics: A reactive element, such as Artificial Intelligence (Al), is inte-
grated with the DSS to achieve TASO for on-board data processing to provide real-
time/near-real-time alerts. To accomplish the same, deep learning is developed and
demonstrated for detecting wildfires on-board the satellite using optical payload, i.e.,
hyperspectral imagery.

e  Service Astrionics: For the TASO, the iDSS will reconfigure either based on the detec-
tion of a disaster event (wildfire) or based on the requirements of the owner/operator
for the requested duration.

Due to the Inter-Satellite Link (ISL) between the satellites in the architectures, iDSS
can execute TASO. It is essential to mention that the detection of wildfires should be treated
as an example test case and that the suggested methodology (or ones similar to it) can
be successfully applied to other scenarios or activities, as has already been explored and
shown in other publications [26].

The article is organised as follows: following the introduction, Section 2 discusses
a DSS and its operation. Section 3 discusses the reconfiguration and reactive element in
the DSS, followed by more in-depth information about the study area’s description, and
finally, information about the PRISMA data and the dataset’s definition as well as the on-
boardimplementation are covered. Section 4 delves deeply into the results and findings, as
well as their applicability, and is followed by a conclusion in Section 5. This is an extended
version of an article [27] that was presented at the 2022 IEEE MetroXRAINE Conference.

2. Distributed Satellite Systems

The current state-of-the-art DSS operation is completed when one of the satellites
picks/detects the event, then it is sent to ground control, and the ground control operators
conduct the reconfiguration, which is inefficient in time-critical applications. Figure 2a
depicts the current state of the DSS. As shown, the highlighted satellite detects the event
and transmits it to the ground station, where it is relayed to the remaining DSS satellites.
With the ISL, the DSS operation can be improved, and real-time/near-real-time operations
such as data sharing/processing can be performed without the ground segment as shown
in Figure 2b. This provides enhanced performance for time-critical applications such as a
rare event, disaster events, etc. With the ISL and the DSS, real-time operations are achieved
by adding predictive and reactive elements [28-30] within the architecture that endows
the iDSS.

The DSS can communicate, interact, and cooperate with the ISL. ISL makes up for the
lack of robustness in the DSS, which results in an increase in the amount of data exchanged
and communication that takes place on-board the satellite in the DSS. Liz Martinez et al. [31]
provide the various strategies that are suited for DSSs. ISL can be classified as a (1) ring,
(2) star, (3) mesh, and (4) hybrid configuration depending on the communication linkages
that are established between the DSS. These topologies are depicted in Figure 3, with the
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ISL represented by the arrows. Liz Martinez et al. provide a wide range of solutions in
their article [31] that are ideal for DSSs. Communication by radio frequency, also known as
RE is a form of transmission that is used in wireless networks more commonly than any
other method. However, current space optical communication systems promise a bigger
number of benefits, such as an improved data rate, protection, lower power consumption,
and a decrease in the weight of satellites. In the past, RF technology was used for inter-
satellite communication; however, these days, modern satellites are increasingly resorting to
technology that is based on laser and optics in order to connect with one another. Utilizing
technologies that are based on lasers comes with a multitude of advantages. To begin,
infrared laser rays have a greater frequency when compared with RF, which results in a
shorter wavelength. As a direct consequence of this, they are able to send a greater quantity
of data in a single transmission. Second, in contrast with radio waves, lasers experience
significantly less difficulty with dispersion when they are transmitted over extensive
distances. Because of this, it is far more difficult to intercept them, which results in a large
increase in the level of security guaranteed to the data transfer [32-34]. Figure 4 illustrates
the applicability of RF and optical communication (using two versions, i.e., Avalanche
Photodiode (APD) and Erbium-Doped Fibre Amplifiers (EDFAs)) by plotting data rate
against distance. Laser-based mesh topologies are excellent for the iDSS operations due
to the fact that they are more dependable and are well-suited for use in applications that
require real-time processing [35].

(b)

Figure 2. (a) Current state-of-the-art DSS operations; (b) DSS operation with ISL, i.e., iDSS.
Adapted from [3].
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Figure 4. Link distance against data rates for optical and RF ISL systems. Adapted from [36].

The DSS collaborates actively through the ISL where the information is shared to
achieve a common mission objective. The ISL relationship between the ground station
network, with the iDSS orbital plane and other orbits, is shown in Figure 5. Figure 5a shows
the ISL relationship between the orbits and the ground segment, whereas Figure 5b shows

the proposed iDSS constellation with ISL.
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————— Orbital Plane 1 (GEO)
————— Orbital Plane 2 (LEO)
¢=====) Inter-orbital plane ISL
¢=====) Ground Link

¢{===) Intra-orbital plane ISL
{———) Inter-orbit ISL

Figure 5. (a) ISL relationship between the orbits and the ground station; (b) proposed iDSS constella-
tion with ISL.

This research work establishes a constellation of Low Earth orbit (LEO) satellites [37-42]
for EO [43] disaster event management such as droughts [44], sandstorms [45], rising sea
levels [46], tornados [47], volcanic eruption [48], wildfires [49], etc. In particular, wildfire
is chosen because one of the Sustainable Development Goals (SDG:13) is climate action,
and among the primary catastrophe events that have an impact on climate is wildfire. In
Australia and other countries, large-scale forest fires have dramatically grown in rate of
recurrence and size in recent years. In the past 15 years, there have been 18 wildfire events
in Australia [50]. For the same, an iDSS, i.e., a constellation of satellites, is proposed as
shown in Figure 6 with ISL to provide near-real-time disaster management.

DSS1-1 DSS1-2 DSS1-3  DSS1-4  DSS1-5 DSS1-6 - DSS1-7  DSS1-8  DSS1-9 DSS1-10
L |

DSS2-1 DSS2-2 DSS2-3 DSS2-4  DSS2-5 DSS2-6  DSS2-7  DSS2-8  DSS2-9 DSS2-10

LAy S A A E S avam e

DSS3-1 DSS3-2 DSS3-3 DSS3-4  DSS3-5 DSS3-6  DSS3-7  DSS3-8  DSS3-9 DSS3-10
L .

Orbital Plane-3 I

DSS4-1 DSS4-2 DSS4-3 DSS4-4  DSS4-5 DSS4-6  DSS4-7  DSS4-8  DSS4-9 DSS4-10
Al sty -

D
L Orbital Plane-4 I

— ———— — iy — — — — — — — — — — i — — — — — — — —

Ground Control
Segment

Figure 6. An instance of the proposed EO constellation illustration with inter-orbital plane ISL and

ground link.
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Coverage Analysis: An imprint in the shape of a circle or rectangle is left on the surface
of the Earth whenever a satellite is used to observe a particular area. The separation between
the spacecraft and a targeted point within the satellite’s field of view region (also known as
the imprint region) at a specific point in time is referred to as the instantaneous coverage of
the satellite. The value of the Earth central angle A is determined by the following equation
where (®;, Ag), denotes the latitudes and longitudes of the sub-satellite point and (©;, A¢)
denotes the latitudes and longitudes of the target [51].

cosA = sin Ossin O + cos Oscos O cos|As — A 1)

Then, the nadir n is computed, which is then utilised to obtain the maximum Earth
central angle Amax.

. Rg
SinNpax = COS €min [RE—H‘J 2)
)\max =90° — €min — Mmax (3)

System-Wide Access: It is essential to determine the period that at least one space-
craft’s camera can perceive the Area of Interest (AOI) during this timeframe in order
to compute the coverage and system-wide access. The corresponding percentage quan-
tity is referred to as the system-wide access percentage, and it is calculated by using the
following equations:

SWAD = n-S, (4)
SD = STstart — ST’Stop @)
SWAD
P = .
SWA sp 100 (6)

where SWAD stands for “system wide access duration”, n represents the number of ele-
ments in the system-wide access status whose value is “true”, i.e., 1, which means that
the satellite has a full view of the AOL S. denotes the sampling time of the spacecraft;
and SWAP stands for “system wide access percentage”. The above-mentioned equations,
which relate to the nadir pointing, can also be applied to systems that have reconfiguration
capabilities:

SWADr = NS, @)
SD = STStart - STStop (8)
SWAD7
WAP = ——-1
SWAPy o100 ©)

where SWADr is the system-wide access duration with reconfiguration; N is the number
of elements in the system-wide access status with reconfiguration whose value is true,
which means the satellite has full view of the AOI; S, is the spacecraft sample time, which
is considered to be 30 s for both of these scenarios; and SWAPT is the system-wide access
percentage with reconfiguration [35].

3. Reactive Features and Reconfiguration in iDSS

In order to process the data on-board the satellite, a reactive element, such as on-board
processing with Al, is required [52-55]. In our earlier works [55-60], we demonstrated
the viability of Al-on-the-edge paradigms. A one-dimensional (1D) convolutional neural
network (CNN) was explored for observing bushfires on-board the satellite employing
optical sensors, and encouraging results for the edge implementation on three different
hardware accelerators were demonstrated. There are various optical sensors that have
been deployed and used for a variety of purposes in Earth’s orbit, and the main important
optical characteristics are detailed in Table 2. PRISMA hyperspectral imagery data from the
listed optical sensor was used to demonstrate the on-board processing capabilities. The
VNIR channel, in particular, is used for wildfire management.
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Table 2. List of optical sensors. Adapted from [61,62].

Satellite/Sensors NIEZE;Z °f Resiﬁﬁiﬂ (m) Res;eliftlil:)(r)lre(‘]gay) Swath (lam) As;lail:a;)ifon Ava]i)l:It)aility
NOAA/AVHRR 5 1100 0.5 2800 R-G 1978
MODIS 36 250-1000 0.5 2330 R-G 1999
Suomi NPP-VIIRS 22 375-750 0.5 3040 R-G 2012

MERIS 15 300 3 1150 R-G 2002-2012

Sentinel-3 OLCI 21 300 2 1270 R-G 2016
Landsat 4-9 15-80 16 185 L-G 1972
SPOT 4-5 2.5-20 26 120 L-R 1986
Aster 14 15-90 16 60 L-G 1999
Sentinel-2 MSI 13 10-60 5 290 L-R 2015
IKONOS 5 14 1.5-3 11.3 L-R 1999
QuickBird 0.61-2.24 2.7 16.5 L 2001
WorldView 4-17 0.31-2.40 1-4 17.6 L 2007
RapidEye 5 5 1-5.5 77 L-R 2008
ZY-3 4 2.1-5.8 5 50 L-R 2012
GF-1/GF-2 5 1-16 4-5 800 L-R 2013
PRISMA 238 5-30 29* 30 L-G 2019
Hyperscout-2 48 75-85 4-7 ~300 L-G 2020

* Relook capability of 7 days with roll manoeuvre; L, landscape; R, regional; G, global; L-R, landscape to regional;
L-G, landscape to global; R-G, regional to global.

The simulation made use of the PRISMA optical sensor, i.e., hyperspectral imagery,
and it was shown that Al-on-the-edge paradigms for futuristic mission proposals are
feasible by leveraging proper CNN architectures and established technology to execute
time- and power-efficient inferences. The analysis was carried out using Level 2D data. It
is important to point out that we directly employed high-level products in this instance,
specifically L2D, and assumed that the pre-processing is carried out on board prior to the
analysis due to the fact that the pre-processing demands a significant amount of time for
the fine band-to-band alignment, the fine georeferencing, the radiometric calibration, and
the radiance to reflectance conversion. We were able to gather optical imagery of wildfires
over Australia and used the same for analysis. Figure 7 presents the segmentation image
of the study region with three different fires over Australia. Nevertheless, by focusing on
individual bands, one can extract specific information. The strategy of using Al is utilised
in order to put into action automatic segmentation from the image that was collected using
the optical payload.

The requirements of the owner or operator can be used to customise the iDSS opera-
tions. In the event that real-time mission management is required, the iDSS will reconfigure
autonomously. The proposed iDSS makes use of a constellation of forty satellites, all of
which are continuously connected to one another through ISL. The proposed iDSS is as-
sumed to be in near-circular orbit (i.e., eccentricity is 0.001), 500 km altitude, and inclination
55, with 40 satellites evenly spaced (plane spacing 36) in 4 orbital planes. We can disregard
the values of the Right Ascension of the Ascending Node (RAAN) and mean anomaly
because we are considering a continuous coverage problem. The proposed constellation’s
participants are assumed to be similar and to carry the same optical payload [35]. In general,
every satellite will be in periodic planning, and the nadir orientation of the camera will be
maintained at all times. If one of the satellites in the constellation detects the event, such as
a wildfire, then that satellite will communicate with the other satellites in the constellation.
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The primary objective at that point will be to acquire as much imagery as possible and to
process the data on board using astrionics, i.e., hardware accelerators. After that, the data
that can be acted upon is transmitted to the owners and operators. Once the wildfire is
identified, the spacecraft would use the active Attitude and Orbit Control System (AOCS)
for real-time/near-real-time disaster event management, as illustrated in Figure 8, with a
limit concerning the off-nadir pointing ensuring sufficient image quality. It should be noted
that in this case, attitude change is only considered for payload reconfiguration, which is
accomplished using a gimbal. Because LEO is densely populated, an active orbital control is
used by means of an electric thruster in the event of a collision between satellites [10,29,63].

2 )

Il Smoke

I Burned areas
Il \Vegetation
[ Bare soil

Figure 7. Wildfire segmentation map of the hyperspectral imagery over Australia [56].

\

\
\
\
\
\

Figure 8. An illustrative view of iDSS reconfiguration.
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4. Results and Discussion

Since the end goal is to create a model that can be uploaded to an on-board astrionics
system in the iDSS, it is necessary to optimise the network complexity, parameter count,
and inference processing time. The use of a small chip reduced the capability to execute
the wildfire detection task, which necessitated the development of an accurate model as
a result of the hardware’s constraint. In order to assess the viability of the suggested
methodology, a prototype for carrying out the study was developed. To get started, the
model was altered so that it is compatible with the hardware that was selected and so that
it can detect wildfires on-board the iDSS. The model is trained with the assistance of the
sophisticated computer on the ground, and the trained model is evaluated in astrionics,
i.e., the hardware accelerators for the on-board data processing that are detailed in Table 3.

Table 3. Hardware accelerators performance [27,57].

HW Accelerator Inference Time (ms) Power Consumption (W)
Movidius 5.8 1.4
Jetson TX2 3.0 4.8 (2.1 GPU only)
Jetson Nano 34 2.6 (2.0 GPU only)

From the reported results for the CubeSats or other small satellites, the Movidius
and the Jetson Nano appear to be the most promising possibilities since they are in line
with the entire power budget of the spacecraft platform. All of the findings that have
been reported in Table 3 are in line with this budget. In this particular instance, we are
taking into consideration the presence of Jetson Nano and Intel Movidius on-board the
proposed constellation for the detection of wildfires. When it comes to CubeSats or small
satellites, the Movidius, which has an inference time (inference time is the amount of
time it takes for a model to process data and make a prediction) of 5.8 ms and a power
consumption of 1.4 W, and the Jetson Nano, which has an inference time of 3.4 ms and
a power consumption of 2.6 W (2.0 GPU only), appear to be the most promising options.
These findings come from our previous work [56-58]. All of the results obtained are in line
with the spacecraft platform’s total power budget. The introduction of reactive features into
the DSS architecture enables the TASO, as demonstrated by the results presented above.

An analysis of the AOI on the Earth and conical sensors on-board a heterogeneous
constellation of satellites is presented as part of the simulation. If a ground station is
located in the Field of View (FOV) of a satellite’s conical sensor and in the Elevation Angle
(EA) of the conical sensor with regard to the AOL then it is said that the AOI and the
conical sensor have access to the ground station. For the purpose of simulation, the altitude
of the KANYINI mission in considered, as presented before the simulation makes use
of a constellation of 40 low-Earth orbiting satellites located at an altitude of 500 km. To
generalise the results of the analysis, the likelihood of wildfires occurring on the four
continents, i.e., four different AOI, was carefully selected. Every satellite has a camera
with a FOV of thirty degrees, and the mission of the entire satellite network is to acquire
images of the AOI whenever there is adequate illumination from the sun. In order to gather
high-quality pictures with minimal effects of atmospheric distortion, the Earth-orbiting
satellite’s EA should be at least 30 degrees with respect to the AOL It is important to
compute the windows of time during a predetermined period of six hours during which
each satellite can obtain an image of the location in consideration. It is also important to
compute the percentage of time that a camera on at least one satellite could see the location
throughout this duration. This percentage is given by SWAP and be calculated based on
Equation (6). The fact that the AOI may be found inside the contour provides evidence that
it is visible in the FOV of the payload camera. The FOV of the satellite’s visualisation is
depicted in Figure 9a for the nadir-pointing configuration. In addition to calculating the
times when each camera can capture the AQOI, it is necessary to determine the system-wide
access percentage, which corresponds to the percentage of time from the simulation start
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time to the stop time during which at least one satellite can observe the AOL This must be
done before the system-wide access percentage can be calculated [35].

(b)

Figure 9. Satellite Field of View: (a) nadir pointing; (b) reconfiguration at the entry; (c) reconfiguration
at the exit [35].

The nadir-pointing orientation is the default attitude arrangement for the satellite. The
cameras always aim straight down because they are aligned by default with the yaw axis;
hence, the AOI is therefore no longer accessible to the cameras until their EA dips below
30 degrees. As a direct consequence of this, the FOV of the cameras limits the cumulative
access percentage. On the other hand, if the DSS is able to connect with the ISL and have
reactive components in the architecture, then the satellites will be able to communicate
with the satellites that are positioned close to them. The cameras on the satellites will then
be adjusted such that they are constantly directed in the direction of the AOI using active
attitude control; the AOI will be observed as long as the Earth does not get in the way,
as shown in Figure 9b,c, respectively. As a direct consequence of this, the percentage of
system-wide access will now be constrained, not by the camera’s field of view but rather
by the AOI's minimum effective area. This is carried out according to the requirements
that the owner/operator has for the time period that was requested. When the AOI moved
into or out of the field of view of the camera, the access periods for that scenario began and
ended at the appropriate times. To be more specific, it enters the FOV after the camera’s EA
has been greater than 30 degrees and leaves the FOV before the EA has been reduced to
less than 30 degrees. The remaining time is spent with the camera oriented in the direction
of the nadir.

a. Australia

Due to its climate, topography, and vegetation, Australia is susceptible to large-
scale wildfires due to the interaction of all three factors. In recent years, there have been
multiple instances of wildfires breaking out. A region in New South Wales that has a
high risk of being affected by wildfires has been taken into consideration, and the analysis
is currently taking place [50]. According to the initial findings of the investigation, the
computed reconfiguration coverage for the Australian AOI is 95.9722%. This represents a
coverage level that is nearly equivalent to real time for the monitoring of catastrophic events.
Examining Figure 10, which depicts the system with access status being given for both
the (a) nadir configuration and (b) the reconfiguration, this result can be comprehended
in a more clear and concise manner. In the second scenario, the AQOI is hidden from
view for admittedly very short periods of time which endows the real-time/near-real-
time monitoring.
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Figure 10. Australia: (a) system-wide access status; (b) system-wide access status with reconfiguration.

b.  Africa

In southern Africa, drier conditions have become more pronounced over the years,
which has led to an increase in wildfire occurrence and extreme drought conditions. These
conditions, either on their own or in combination, have led to a loss of crop productivity,
the deaths of livestock and other wildlife, famine, and the degradation of ecosystems, as
well as a reduction in water quality and quantity. It is anticipated that there will be a 5.4%
rise in the annual burned area throughout southern Africa in particular. These conditions,
which are typical of southern Africa with their large variations in rainfall and regular
droughts, make the arid and semi-arid regions more prone to the outbreak of wildfires [64].
Taking all of these factors into account, Angola is factored into our analysis and the results
are shown in Figure 11. In conclusion, there is a decrease in performance in the African
site, which reflects a value for SWAPT that is 75.6944%. This is due to the geographical
position of Angola on the globe (the distance between spacecraft is maximum when close
to the equator).

AOIlin FOV y — —r— —

System-Wide Access Status

AOI out FOV
13:00

14:00

15:00

AOI out FOV ‘U — L — —
16:00 17:00 18:00 19:00 13:00 14:00 15:00 16:00 17:00 18:00 19:00

Time Sep 12, 2022 Time Sep 12, 2022

(a) (b)
Figure 11. Africa: (a) system-wide access status; (b) system-wide access status with reconfiguration.

c.  Europe

In Europe, the island of Sardinia, which is located in Italy, is home to a significant
number of urban interfaces, recreational values, and highly valued agricultural areas, all
of which are in danger of being destroyed by severe wildfires due to the island’s large
population density. The majority of the fires that occur on these islands are started by
individuals and can be traced back to human negligence, agricultural and pastoral land
use, as well as intentional arson. Based on the collected data from 1995 to 2009, the island
of Sardinia has an annual average of 2219 fires, and the size of each fire is on average
7 ha. Each year, wildfires consume an area that is equivalent to 16,601 hectares on average,
with the largest fire ever recorded consuming 9029 hectares. While fires larger than 50 ha
make up only 1.8% of all fires (or about 40 per year), they are responsible for 68.7% of the
total annual area that is burned [65,66]. In accordance with the results of the simulation
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AOlin FOV

System-Wide Access Status

as shown in Figure 12, with the capability of reconfiguration, the SWAPT percentage is
98.889%, which provides real-time/near-real-time monitoring over the region in the event
that a wildfire is detected.
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Figure 12. Italy: (a) system-wide access status; (b) system-wide access status with reconfiguration.

d. North America

The western United States is facing a growing threat from wildfires fuelled by synergies
between historical fire suppression efforts, shifting land use, insects and disease, and climate
shifts that are becoming drier and warmer. In the United States, wildfires, which are the
most significant form of natural disturbance in temperate forest ecosystems, affect an
average of 4500 km? each year. Communities and land managers in areas at risk of wildfire
have an immediate need for mitigation strategies to lower the likelihood of wildfires and
adaptation strategies to improve the resilience of ecosystems in the face of changing weather
patterns and fire patterns. One of the regions that has been impacted is the rugged terrain
of north-east Oregon, whose economies have traditionally been dependent on the region’s
forests and other natural resources. For the purpose of this research work, the Oregon
region has been chosen, and after conducting the analysis, we determined that the SWAPt
is 97.0833% as shown in Figure 13, which guarantees continuous coverage over that AOL

AOlin FOV

System-Wide Access Status

14:00

15:00

AOI out FOV —I
16:00 17:00 18:00 19:00 13:00 14:00 15:00 16:00 17:00 18:00 19:00

Time Sep 12, 2022 Time Sep 12, 2022

(a) (b)

Figure 13. USA: (a) system-wide access status; (b) system-wide access status with reconfiguration.

Table 4 displays, for the purposes of nadir pointing and reconfiguration, the system-
wide access that is available for four distinct AOI From Figures 10-13, one can see how
drastically different the two scenarios are from one another. The latitude and longitude
coordinates of the four AOI that were chosen are presented in World Geodetic System
(WGS84) format. The full simulation was run for a duration of 21,600 s, which is equivalent
to 6 hours, and the results of the respective system-wide access with nadir pointing and with
reconfiguration are provided. Because the cameras are firmly attached to the satellites, each
satellite needs to be continually reoriented (i.e., manipulated using the on-board actuators)
along its orbit such that its yaw axis tracks the location of the area of interest (AOI).
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Table 4. System-wide coverage parameters with respect to a scenario duration of 6 h, i.e., 21,600 s.

Location  Latitude (deg)  Longitude (deg) n SWAD (sec) SWAP (%) N SWADt SWAPT
Africa 11.2027 17.8739 10 300 1.3889 545 16,350 75.6944
Australia —31.25 146.92 5 150 0.6944 691 20,730 95.9722
Europe 40.1209 9.0129 10 300 1.3889 712 21,360 98.8889
Al::)er:il;a 44 —120.3 14 420 1.9444 699 20,970 97.0833

1=
o
®
=
]
(=]
@
a
o
o1
<
<
-]
=
L
z
]
o

When the active AOI pointing is carried out using the AOCS on-board the satellite, the
SWAP is significantly increased and provides almost real-time or near-real-time coverage,
i.e., 75% to 98%, which will facilitate the near-real-time disaster response. This is evident
from the results that were reported, and it is clear that when the nadir pointing is used, the
FOV is relatively low for most AOL

Figure 14 shows the list of spacecrafts that will access the AOI as part of the planned
constellation. It also displays the amount of time that these satellites will have access
to Australia, and it presents the orbits that correspond to these satellites throughout the
duration of the simulation time. These findings suggest that astrionics, i.e., hardware
accelerators for on-board edge computing, could be considered for future space missions.
This would allow for the improvement of the framework, the efficient organisation of space-
to-ground dataflow, and the provision of real-time or near-real-time information, both
of which could be very helpful in the management of extreme events and humanitarian
emergencies. It was discovered that the outcomes were influenced by the direction in which
the sensors were pointed when the measurements were taken. These results can also be
affected by the orbits of the satellite, the minimum EA of the AQI, the camera mounting
position, and location in respect to the FOV of the satellite if the satellite is not continually
pointed at the AOL

Duration [Orbit

270 270 70 70 270 270

240 240 240

150 150

Satellite

Figure 14. Australia satellite access duration with reconfiguration and its orbit.

The orbits of the satellites can be altered by employing Keplerian parameters and by
modifying to the appropriate AOI in accordance with the needs of the owner or operator.
In the future, cameras will be able to be mounted on gimbals that can rotate freely on
the satellite, and the many sensors that are distributed across the constellation will be
able to be used to improve the results. This not only makes it possible for the satellites to
point directly downward, also known as nadir pointing, but it also makes it possible for
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the gimbals to be adjusted so that they can track the AOI independently, and it makes it
possible for heterogeneous sensors to provide useful data at a diverse array of wavelengths.

5. Conclusions and Future Work

The application of Trusted Autonomous Satellite Operations (TASO) is feasible in
Distributed Satellite Systems (DSS) owing to the incorporation of reactive elements in
the management of various types of Earth Observation (EO) missions. The applicability
to a wildfire sensing and management mission is demonstrated in this research work,
focusing on real-time/near-real-time operations. Since the results are promising, the
same approach can be used for other EO/disaster management events such as flood
detection, hazardous zone monitoring, and volcanic eruption. This is made possible by
the DSS’s autonomous reconfiguration and predictive/reactive integrity features, which
can be provided by Al-based software algorithms. With the inclusion of such features, the
overall system architecture becomes an intelligent DSS (iDSS), which exhibits high levels of
flexibility, resilience, and trusted autonomy in several practical applications, also beyond
EO. In future research, the suitability of iDSS to detect/analyse rare events in astronomy and
astrophysics-based missions will be investigated. Furthermore, heterogeneous satellites
and sensors will be considered, and effective scheduling and planning strategies will be
examined for autonomous navigation and mission management tasks. As TASO capabilities
evolve, humans will play a supervisory role in iDSS operations, shifting from human-
in-the-loop to human-on-the-loop mission concepts. This will place emphasis on iDSS
flexibility and resilience (i.e., the ability of such systems to properly react/adapt to both
changing requirements and hardware/software malfunctions), enabling a timely and
effective reconfiguration of the iDSS to successfully accomplish space missions with no or
little performance degradations.

Author Contributions: Conceptualisation, K.T., D.S. and R.S.; methodology, K.T. and D.S.; software,
K.T, D.S. and S.A,; formal analysis, K.T. and D.S.; investigation, K.T., D.S. and S.A; validation, K.T.,
D.S. and S.A.; writing—original draft preparation, K.T. and D.S.; writing—review and editing, S.A.,
RS, HE,PM,, LA, PS. and N.L,; visualisation, K.T. and D.S.; supervision, S.A., D.S.,R.S.,, HE, PM.,
L.A., PS. and N.L. All authors have read and agreed to the published version of the manuscript.

Funding: The authors would like to thank the SmartSat Cooperative Research Centre (CRC) for their
support of this work through the collaborative research project No. 2.13s.

Institutional Review Board Statement: Not applicable.
Informed Consent Statement: Not applicable.

Data Availability Statement: The code and data are available here: https:/ /github.com/DarioSpiller/
Tutorial PRISMA_IGARSS_wildfires, accessed on 26 January 2023.

Acknowledgments: PRISMA L1 and L2 data are available free of charge under PRISMA data license
policy and can be accessed online at the official Italian Space Agency website www.prisma.asi.it,
accessed on 15 August 2022.

Conflicts of Interest: The authors declare no conflict of interest.

1.  Moigne, J.L.; Adams, J.C.; Nag, S. A New Taxonomy for Distributed Spacecraft Missions. IEEE ]. Sel. Top. Appl. Earth Obs. Remote
Sens. 2020, 13, 872-883. [CrossRef]

2. Moigne, J.L.; Little, M.M.; Cole, M. New Observing Strategy (NOS) for Future Earth Science Missions. In Proceedings of the IGARSS
2019-2019 IEEE International Geoscience and Remote Sensing Symposium, Yokohama, Japan, 28 July—2 August 2019; pp. 5285-5288.

3. Cramer, N.; Cellucci, D.; Adams, C.; Sweet, A.; Hejase, M.; Frank, J.; Levinson, R.; Gridnev, S.; Brown, L. Design and Testing of
Autonomous Distributed Space Systems. In Proceedings of the Small Satellite Conference, 2021, online, 7-12 August 2021.

4. Corbin, B.A. The Value Proposition of Distributed Satellite Systems for Space Science Missions. Ph.D. Thesis, Massachusetts
Institute of Technology, Hongkong, China, 2015.

5. Grasso, M.; Renga, A.; Fasano, G.; Graziano, M.D.; Grassi, M.; Moccia, A. Design of an end-to-end demonstration mission of a
Formation-Flying Synthetic Aperture Radar (FF-SAR) based on microsatellites. Adv. Space Res. 2021, 67, 3909-3923. [CrossRef]


https://github.com/DarioSpiller/Tutorial_PRISMA_IGARSS_wildfires
https://github.com/DarioSpiller/Tutorial_PRISMA_IGARSS_wildfires
www.prisma.asi.it
http://doi.org/10.1109/JSTARS.2020.2964248
http://doi.org/10.1016/j.asr.2020.05.051

Sensors 2023, 23, 3344 17 of 19

10.

11.

12.

13.

14.

15.

16.

17.

18.

19.

20.

21.

22.

23.

24.

25.

26.

27.

28.

Joffre, E.; Wealthy, D.; Fernandez, I.; Trenkel, C.; Voigt, P; Ziegler, T.; Martens, W. LISA: Heliocentric formation design for the
laser interferometer space antenna mission. Adv. Space Res. 2021, 67, 3868-3879. [CrossRef]

Rajan, R.T.; Ben-Maor, S.; Kaderali, S.; Turner, C.; Milhim, M.; Melograna, C.; Haken, D.; Paul, G.; Vedant; Sreekumar, V.; et al.
Applications and Potentials of Intelligent Swarms for magnetospheric studies. Acta Astronaut. 2022, 193, 554-571. [CrossRef]
Plice, L.; Dono Perez, A.; West, S. Helioswarm: Swarm mission design in high altitude orbit for heliophysics. In Proceedings of
the AAS/AIAA Astrodynamics Specialist Conference, Portland, ME, USA, 11-15 August 2019.

Selva, D.; Golkar, A.; Korobova, O.; Cruz, I.; Collopy, P.; de Weck, O. Distributed Earth Satellite Systems: What Is Needed to
Move Forward? |. Aerosp. Inf. Syst. 2017, 14, 412-438. [CrossRef]

Thangavel, K.; Servidia, P.; Sabatini, R.; Marzocca, P.; Fayek, H.; Cerruti, S.H.; Espafia, M.; Spiller, D. A Distributed Satellite
System for Multibaseline AT-INSAR: Constellation of Formations for Maritime Domain Awareness Using Autonomous Orbit
Control. Aerospace 2023, 10, 176. [CrossRef]

Preston, R. Distributed Satellite Constellations Offer Advantages Over Monolithic Systems. Available online: https://www.rand.
org/pubs/research_briefs /RB92.html (accessed on 24 August 2022).

Angelita, C.; Kelly, E.J.M. The A-Train: NASA’s Earth Observing System (EOS) Satellites and other Earth Observation Satellites. In
Proceedings of the 4th IAA Symposium on Small Satellites for Earth Observation, IAA-B4-1507P. Berlin, Germany, 6-10 May 2003.
Sabatini, R. IEEE Distinguished Lecture: Aerospace Cyber-Physical and Autonomous Systems. 2020. Available online: https://www.
researchgate.net/publication /341787434 Aerospace_Cyber-Physical_and_Autonomous_Systems (accessed on 18 October 2022).
Utzmann, ].; Wagner, A.; Silha, J.; Schildknecht, T.; Willemsen, P.; Teston, F.; Flohrer, T. Space-Based Space Surveillance and Tracking
Demonstrator: Mission and System Design; International Astronautical Federation (IAF): Paris, France, 2014.

Ben-Larbi, M.K.; Flores Pozo, K.; Haylok, T.; Choi, M.; Grzesik, B.; Haas, A.; Krupke, D.; Konstanski, H.; Schaus, V.; Fekete,
S.P; et al. Towards the automated operations of large distributed satellite systems. Part 1: Review and paradigm shifts. Adv.
Space Res. 2021, 67, 3598-3619. [CrossRef]

Ben-Larbi, M.K.; Flores Pozo, K.; Choi, M.; Haylok, T.; Grzesik, B.; Haas, A.; Krupke, D.; Konstanski, H.; Schaus, V.; Fekete,
S.P; et al. Towards the automated operations of large distributed satellite systems. Part 2: Classifications and tools. Adv. Space
Res. 2021, 67, 3620-3637. [CrossRef]

Hussain, K.; Thangavel, K.; Alessandro, G.; Roberto, S. Autonomous Optical Sensing for Space-Based Space Surveillance. In
Proceedings of the 44th IEEE Aerospace Conference, Big Sky, MT, USA, 4-11 March 2023.

Hussain, K.; Thangavel, K.; Gardi, A.; Sabatini, R. Autonomous tracking of Resident Space Objects using multiple ground-based
Electro-Optical sensors. In Proceedings of the 17th International Conference on Space Operations, Dubai, United Arab Emirates,
6-10 March 2023.

Loizzo, R.; Guarini, R.; Longo, F.; Scopa, T.; Formaro, R.; Facchinetti, C.; Varacalli, G. PRISMA: The Italian hyperspectral mission.
In Proceedings of the IGARSS 2018-2018 IEEE International Geoscience and Remote Sensing Symposium, Valencia, Spain, 22-27
July 2018; pp. 175-178.

Pignatti, S.; Palombo, A.; Pascucci, S.; Romano, F; Santini, F; Simoniello, T.; Umberto, A.; Vincenzo, C.; Acito, N.; Diani, M. The
PRISMA hyperspectral mission: Science activities and opportunities for agriculture and land monitoring. In Proceedings of the 2013
IEEE International Geoscience and Remote Sensing Symposium-IGARSS, Melbourne, Australia, 21-26 July 2013; pp. 4558-4561.
Tapley, B.; Bettadpur, S.; Ries, ]J.C.; Thompson, P.; Watkins, M. GRACE Measurements of Mass Variability in the Earth System.
Science 2004, 305, 503-505. [CrossRef]

Krieger, G.; Moreira, A.; Fiedler, H.; Hajnsek, I.; Werner, M.; Younis, M.; Zink, M. TanDEM-X: A satellite formation for high-
resolution SAR interferometry. Geosci. Remote Sens. IEEE Trans. 2007, 45, 3317-3341. [CrossRef]

Araguz, C.; Bou-Balust, E.; Alarcén, E. Applying autonomy to distributed satellite systems: Trends, challenges, and future
prospects. Syst. Eng. 2018, 21, 401-416. [CrossRef]

Poghosyan, A.; Lluch, I.; Matevosyan, H.; Lamb, A.; Moreno, C.; Taylor, C.; Golkar, A.; Cote, J.; Mathieu, S.; Pierotti, S.; et al.
Unified Classification for Distributed Satellite Systems. In Proceedings of the 4th International Federated and Fractionated
Satellite Systems Workshop, Rome, Italy, 10-11 October 2016.

Hilton, S.; Gardi, A.; Sabatini, R.; Ezer, N.; Desai, S. Human-Machine System Design for Autonomous Distributed Satellite
Operations. In Proceedings of the 2020 AIAA /IEEE 39th Digital Avionics Systems Conference (DASC), San Antonio, TX, USA,
11-15 October 2020; pp. 1-8. [CrossRef]

Rosso, M.P.D.; Sebastianelli, A.; Spiller, D.; Ullo, S.L. A demo setup testing onboard CNNs for Volcanic Eruption Detection. In
Proceedings of the 2022 IEEE International Conference on Metrology for Extended Reality, Artificial Intelligence and Neural
Engineering (MetroXRAINE), Rome, Italy, 2628 October 2022; pp. 719-724. [CrossRef]

Spiller, D.; Thangavel, K.; Sasidharan, S.T.; Amici, S.; Ansalone, L.; Sabatini, R. Wildfire segmentation analysis from edge
computing for on-board real-time alerts using hyperspectral imagery. In Proceedings of the 2022 IEEE International Conference
on Metrology for Extended Reality, Artificial Intelligence and Neural Engineering (MetroXRAINE), Milano, Italy, 2628 October
2022; pp. 725-730.

Ranasinghe, K,; Sabatini, R.; Gardi, A.; Bijjahalli, S.; Kapoor, R.; Fahey, T.; Thangavel, K. Advances in Integrated System Health
Management for mission-essential and safety-critical aerospace applications. Prog. Aerosp. Sci. 2022, 128, 100758. [CrossRef]


http://doi.org/10.1016/j.asr.2020.09.034
http://doi.org/10.1016/j.actaastro.2021.07.046
http://doi.org/10.2514/1.I010497
http://doi.org/10.3390/aerospace10020176
https://www.rand.org/pubs/research_briefs/RB92.html
https://www.rand.org/pubs/research_briefs/RB92.html
https://www.researchgate.net/publication/341787434_Aerospace_Cyber-Physical_and_Autonomous_Systems
https://www.researchgate.net/publication/341787434_Aerospace_Cyber-Physical_and_Autonomous_Systems
http://doi.org/10.1016/j.asr.2020.08.009
http://doi.org/10.1016/j.asr.2020.08.018
http://doi.org/10.1126/science.1099192
http://doi.org/10.1109/TGRS.2007.900693
http://doi.org/10.1002/sys.21428
http://doi.org/10.1109/DASC50938.2020.9256426
http://doi.org/10.1109/MetroXRAINE54828.2022.9967684
http://doi.org/10.1016/j.paerosci.2021.100758

Sensors 2023, 23, 3344 18 of 19

29.

30.

31.

32.
33.

34.

35.

36.

37.

38.

39.

40.

41.

42.

43.

44.
45.

46.

47.

48.
49.

50.

51.

52.

53.

54.

55.

56.

Thangavel, K.; Spiller, D.; Sabatini, R.; Servidia, P.; Marzocca, P.; Fayek, H.; Hussain, K.; Gardi, A. Trusted Autonomous
Distributed Satellite System Operations for Earth Observation. In Proceedings of the 17th International Conference on Space
Operations, Dubai, United Arab Emirates, 6-10 March 2023.

Miralles, P.; Thangavel, K.; Scannapieco, A.; Jagadam, N.; Baranwal, P.; Faldu, B.; Abhang, R.; Bhatia, S.; Bonnart, S.; Bhatnagar,
I; et al. A critical review on the state-of-the-art and future prospects of Machine Learning for Earth Observation Operations. Adv.
Space Res. 2023. Available online: https://www.sciencedirect.com/science/article/abs/pii/S027311772300145X?via%3Dihub
(accessed on 21 February 2023). [CrossRef]

Martinez, L.; Merlano Duncan, J.C.; Querol, J.; Kumar, S.; Krivochiza, ].; Sharma, S.K.; Chatzinotas, S.; Camps, A.; Otterstern, B.
Architectures and Synchronization Techniques for Distributed Satellite Systems: A Survey. IEEE Access 2022, 10, 45375-45409.
Chan, V.W. Optical satellite networks. J. Light. Technol. 2003, 21, 2811. [CrossRef]

Hemmati, H.; Caplan, D. Optical satellite communications. Opt. Fiber Telecommun. 2013, 121-162. Available online: https:
/ /www.sciencedirect.com/science/article/pii/B9780123969606000043 (accessed on 21 February 2023). [CrossRef]

Chaudhry, A.; Yanikomeroglu, H. Free Space Optics for Next-Generation Satellite Networks. IEEE Consum. Electron. Mag. 2020,
10, 21-31. [CrossRef]

Thangavel, K ; Spiller, D.; Sabatini, R.; Marzocca, P.; Esposito, M. Near Real-time Wildfire Management Using Distributed Satellite
System. IEEE Geosci. Remote Sens. Lett. 2022, 20, 5500705. [CrossRef]

Toyoshima, M.; Leeb, W.; Kunimori, H.; Takano, T. Optical Communications Work Best over Relatively Short Distances in
Space. Available online: https://www.spie.org/news/0088-optical-communications-work-best-over-relatively-short-distances-
in-space?SSO=1 (accessed on 2 December 2022).

Heydari, B.; Mosleh, M.; Dalili, K. From Modular to Distributed Open Architectures: A Unified Decision Framework. Syst. Eng.
2016, 19, 252-266. [CrossRef]

Guo, J.; Maessen, D.; Gill, E. Fractionated spacecraft: The new sprout in distributed space systems. In Proceedings of the 60th
International Astronautical Congress, Daejeon, Republic of Korea, 12-16 October 2009.

Brown, O.; Eremenko, P. Fractionated Space Architectures: A Vision for Responsive Space; Defense Advanced Research Projects
Agency: Arlington, VA, USA, 2006; p. 15.

Schwarz, B.S. Fractionated satellites: A systems engineering analysis. Ph.D. Thesis, University of Southampton, Hampshire, UK, 2014.
Yaglioglu, B.; Wang, J. Cluster Flying Configuration Evaluation in the Case of Fractionated Spacecraft Architecture. 2010.
Available online: https://www.researchgate.net/publication /309512577 _Cluster_Flying_Configuration_Evaluation_in_the_
Case_of_Fractionated_Spacecraft_Architecture (accessed on 21 February 2023).

Brown, O.; Eremenko, P. The value proposition for fractionated space architectures. In Session: SE-4: Satellite Economics, Space
2006; p. 7506. [CrossRef]

Qiao, L.; Rizos, C.; Dempster, A. Design and Analysis of Satellite Orbits for the Garada Mission. In Proceedings of the 12th
Australian Space Science Conference (ASSC 2012), Melbourne, Australia, 24-26 September 2011.

Kallis, G. Droughts. Annu. Rev. Environ. Resour. 2008, 33, 85-118. [CrossRef]

Han, J.; Dai, H.; Gu, Z. Sandstorms and desertification in Mongolia, an example of future climate events: A review. Environ. Chem.
Lett. 2021, 19, 4063-4073. [CrossRef]

Lindsey, R. Climate Change: Global Sea Level. Available online: http://arizonaenergy.org/News_17/News_Sepl7/
ClimateChangeGlobalSealevel. html (accessed on 24 December 2022).

Lee, C.C. Utilizing synoptic climatological methods to assess the impacts of climate change on future tornado-favorable environ-
ments. Nat. Hazards 2012, 62, 325-343. [CrossRef]

Robock, A. Volcanic eruptions and climate. Rev. Geophys. 2000, 38, 191-219. [CrossRef]

Xu, R.; Yu, P; Abramson, M.].; Johnston, EH.; Samet, ].M.; Bell, M.L.; Haines, A.; Ebi, K.L,; Li, S.; Guo, Y. Wildfires, global climate
change, and human health. N. Engl. ]. Med. 2020, 383, 2173-2181. [CrossRef] [PubMed]

Thangavel, K.; Spiller, D.; Sabatini, R.; Amici, S.; Sasidharan, S.T.; Fayek, H.; Marzocca, P. Autonomous Satellite Wildfire Detection
Using Hyperspectral Imagery and Neural Networks: A Case Study on Australian Wildfire. Remote Sens. 2023, 15, 720. [CrossRef]
Larson, W.J.; Wertz, ].R. Space Mission Analysis and Design; Microcosm, Inc.: Torrance, CA, USA, 1992.

Esposito, M.; Carnicero Domiguez, B.; Pastena, M.; Vercruyssen, N.; Conticello, S.; Dijk, C.; Manzillo, P.; Koeleman, R. Highly
Integration of Hyperspectral, Thermal And Artificial Intelligence for The ESA Phisat-1 Mission. In Proceedings of the International
Astronautical Congress IAC, Washington, DC, USA, 21-25 October 2019.

Pastena, M. ®sat-1: The first ESA Earth Observation Directorate cubesat mission. In Proceedings of the 4th Cubesat Industry
Days, Noordwijk, The Netherlands, 4-6 June 2019.

Pastena, M. ESA Earth Observation on Board Data Processing Future Needs and Technologies. In Proceedings of the European
Workshop on On-Board Data Processing (OBDP2019); Available online: https://indico.esa.int/event/225/contributions/36
87 /attachments /3357 /4395/0OBDP2019-501-03-ESA_Pastena_ESA_Earth_Observation_On_board_data_processing_future_
needs_and_technologies.pdf (accessed on 20 December 2022).

Giuffrida, G.; Diana, L.; de Gioia, E; Benelli, G.; Meoni, G.; Donati, M.; Fanucci, L. CloudScout: A Deep Neural Network for
On-Board Cloud Detection on Hyperspectral Images. Remote Sens. 2020, 12, 2205. [CrossRef]

Spiller, D.; Ansalone, L.; Amici, S.; Piscini, A.; Mathieu, P. Analysis and Detection of Wildfires by Using Prisma Hyperspectral
Imagery. Int. Arch. Photogramm. Remote Sens. Spat. Inf. Sci. 2021, XLIII-B3-2021, 215-222. [CrossRef]


https://www.sciencedirect.com/science/article/abs/pii/S027311772300145X?via%3Dihub
http://doi.org/10.1016/j.asr.2023.02.025
http://doi.org/10.1109/JLT.2003.819534
https://www.sciencedirect.com/science/article/pii/B9780123969606000043
https://www.sciencedirect.com/science/article/pii/B9780123969606000043
http://doi.org/10.1016/B978-0-12-396960-6.00004-3
http://doi.org/10.1109/MCE.2020.3029772
http://doi.org/10.1109/LGRS.2022.3229173
https://www.spie.org/news/0088-optical-communications-work-best-over-relatively-short-distances-in-space?SSO=1
https://www.spie.org/news/0088-optical-communications-work-best-over-relatively-short-distances-in-space?SSO=1
http://doi.org/10.1002/sys.21348
https://www.researchgate.net/publication/309512577_Cluster_Flying_Configuration_Evaluation_in_the_Case_of_Fractionated_Spacecraft_Architecture
https://www.researchgate.net/publication/309512577_Cluster_Flying_Configuration_Evaluation_in_the_Case_of_Fractionated_Spacecraft_Architecture
http://doi.org/10.2514/6.2006-7506
http://doi.org/10.1146/annurev.environ.33.081307.123117
http://doi.org/10.1007/s10311-021-01285-w
http://arizonaenergy.org/News_17/News_Sep17/ClimateChangeGlobalSeaLevel.html
http://arizonaenergy.org/News_17/News_Sep17/ClimateChangeGlobalSeaLevel.html
http://doi.org/10.1007/s11069-011-9998-y
http://doi.org/10.1029/1998RG000054
http://doi.org/10.1056/NEJMsr2028985
http://www.ncbi.nlm.nih.gov/pubmed/33034960
http://doi.org/10.3390/rs15030720
https://indico.esa.int/event/225/contributions/3687/attachments/3357/4395/OBDP2019-S01-03-ESA_Pastena_ESA_Earth_Observation_On_board_data_processing_future_needs_and_technologies.pdf
https://indico.esa.int/event/225/contributions/3687/attachments/3357/4395/OBDP2019-S01-03-ESA_Pastena_ESA_Earth_Observation_On_board_data_processing_future_needs_and_technologies.pdf
https://indico.esa.int/event/225/contributions/3687/attachments/3357/4395/OBDP2019-S01-03-ESA_Pastena_ESA_Earth_Observation_On_board_data_processing_future_needs_and_technologies.pdf
http://doi.org/10.3390/rs12142205
http://doi.org/10.5194/isprs-archives-XLIII-B3-2021-215-2021

Sensors 2023, 23, 3344 19 of 19

57.

58.

59.

60.

61.

62.

63.

64.

65.

66.

Thangavel, K.; Spiller, D.; Sabatini, R.; Marzocca, P. On-board Data Processing of Earth Observation Data Using 1-D CNN. In
Proceedings of the SmartSat CRC Conference 2022, Sydney, Australia, 12-13 September 2022.

Spiller, S.A.D.; Ansalone, L. Transfer learning analysis for wildfire segmenta-tion using PRISMA hyperspectral imagery and
convolutional neural networks. In Proceedings of the IEEE WHISPERS, Rome, Italy, 13-16 September 2022.

Del Rosso, M.P; Sebastianelli, A.; Spiller, D.; Mathieu, P.P,; Ullo, S.L. On-Board Volcanic Eruption Detection through CNNs and
Satellite Multispectral Imagery. Remote Sens. 2021, 13, 3479. [CrossRef]

Mateo-Garcia, G.; Veitch-Michaelis, J.; Purcell, C.; Longepe, N.; Mathieu, P.P;; Reid, S.; Anlind, A.; Bruhn, F; Parr, J. In-orbit
demonstration of a re-trainable Machine Learning Payload for processing optical imagery. 2022; Preprint from Research Square..
Giardino, C.; Bresciani, M.; Braga, F.; Fabbretto, A.; Ghirardi, N.; Pepe, M.; Gianinetto, M.; Colombo, R.; Cogliati, S.; Ghebrehiwot,
S.; et al. First Evaluation of PRISMA Level 1 Data for Water Applications. Sensors 2020, 20, 4553. [CrossRef]

Huang, C.; Chen, Y.; Zhang, S.; W, J. Detecting, Extracting, and Monitoring Surface Water From Space Using Optical Sensors: A
Review. Rev. Geophys. 2018, 56, 333-360. [CrossRef]

Thangavel, K; Servidia, P; Sabatini, R.; Marzocca, P; Fayek, H.; Spiller, D. Distributed Satellite System for Maritime Domain
Awareness. In Proceedings of the Australian International Aerospace Congress (AIAC20), Melbourne, Australia, 27-28 February 2023.
Shikwambana, L.; Kganyago, M.; Xulu, S. Analysis of wildfires and associated emissions during the recent strong ENSO phases
in Southern Africa using multi-source remotely-derived products. Geocarto Int. 2022, 37, 16654-16670. [CrossRef]

Salis, M.; Ager, A.A.; Arca, B.; Finney, M.A.; Bacciu, V.; Duce, P.; Spano, D. Assessing exposure of human and ecological values to
wildfire in Sardinia, Italy. Int. J. Wildland Fire 2013, 22, 549-565. [CrossRef]

Ager, A.A.; Preisler, HK,; Arca, B.; Spano, D.; Salis, M. Wildfire risk estimation in the Mediterranean area. Environmetrics 2014,
25, 384-396. [CrossRef]

Disclaimer/Publisher’s Note: The statements, opinions and data contained in all publications are solely those of the individual
author(s) and contributor(s) and not of MDPI and/or the editor(s). MDPI and/or the editor(s) disclaim responsibility for any injury to
people or property resulting from any ideas, methods, instructions or products referred to in the content.


http://doi.org/10.3390/rs13173479
http://doi.org/10.3390/s20164553
http://doi.org/10.1029/2018RG000598
http://doi.org/10.1080/10106049.2022.2113449
http://doi.org/10.1071/WF11060
http://doi.org/10.1002/env.2269

	Introduction 
	Distributed Satellite Systems 
	Reactive Features and Reconfiguration in iDSS 
	Results and Discussion 
	Conclusions and Future Work 
	References

