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Abstract: We seek to add up Q =
∫

f dX over unit volume in arbitrary dimension. Nested sampling
locates the bulk of Q by geometrical compression, using a Monte Carlo ensemble constrained within
a progressively more restrictive lower limit f ≤ f ∗. This domain is divided into a core f > f ∗ and a
shell f = f ∗, with the core kept adequately populated.
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1. The Idea

Quantification means counting, which can be performed either outwards by construc-
tion, or inwards by peeling items away until there are none left. Quantification extends to
volumes, which underpin integration so numerical estimation of volume is fundamental.

Nested sampling [1,2] counts inwards, estimating volumes statistically from random
scatterings of points x, ranked by some quality function F(x) appropriate to the current ap-
plication (Figure 1). The procedure delves arbitrarily deep by recursively taking proportions
of arbitrarily big spaces.
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F > F ⇤ core
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F < F ⇤ discarded

Figure 1. Sample ranked r out of n encloses about r/n of the volume.

Although suggested by intuition trained in the three dimensions of physical space,
geometrical estimation of volume becomes unhelpful in high dimension, where directions
tend to be mostly orthogonal, volumes collect around outer boundaries, and spanning the
space requires at least as many points as dimensions. Counting is immune to all that.

2. Quantity and Shape

A central use of volume is estimation of the mass (or “quantity”) Q and shape p

Q =
∫

F(x) dV , p(x) = F(x)/Q (1)
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of a non-negative density function F(x) defined over a known volume, often thought of as
a unit prior measure V = 1. The information

H =
∫

p(x) log p(x) dV (2)

about x carried by F, measured in nats (logs base e) or bits (base 2), quantifies the corre-
sponding shape. Nested sampling is general but intended for applications where H ≫ 1 so
that the bulk of Q occupies some tiny O(e−H) fraction of the original volume (Figure 2 left).

According to fable, mathematicians find a needle in a haystack by iteratively halving
the haystack, repeatedly discarding the half that does not contain the needle. Such com-
pression proceeds exponentially, so is linear in H (one bit per step). This neatly outclasses
simple point-by-point search, which is proportional to the volume ratio exp(H). Nested
sampling operates similarly, with its locations ranked by value F. Volumetric compression
controlled by F suggests replacing Q in (1) by the equivalent (

∫
y dx =

∫
x dy) Lebesgue

integral [3]

Q =
∫ ∞

0
X( f ) d f (3)

where X( f ) =
∫

F(x)⩾ f dV is the volume enclosed by the contour F(x) = f (Figure 2 right).
(I am indebted to Ning Xiang in private communication buttressed by [4] for pointing out
the Lebesgue connection, which to my embarrassment I had as inventor failed to notice).
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X(f)

Figure 2. (left) unit volume V modulated by F; (right) volume X( f ) covering F ⩾ f .

X parameterizes a one-dimensional decomposition of quantity Q according to value F.
Nested sampling accumulates the quantity and discovers the shape by tracking inwards
and upwards, compressing X from the original 1 (complete) towards 0 (empty).

3. Nested Sampling

By hypothesis, F is a function accessible pointwise through evaluation at specified
locations x, whereas related volumes X have no such easy access. Hence, estimates of
Q can realistically only be built from evaluations of F. A priori, we have no knowledge
of where good (high value of F) locations x might be, so we start with a Monte Carlo
ensemble of random locations. In any ensemble, there will be one or more locations with
the worst (lowest) value f . This outer “shell” F = f surrounds the inner “core” F > f of
other locations with better values. For example, the four-object ensemble in Figure 3 (top)
has c = 3 objects in the core and s = 1 in the shell.

Compression is achieved by discarding the shell while retaining the core. Actually, any
of the ensemble values could be used to divide inner from outer, and the mathematician
of the fable would have used the median value. However, compression is smoother, and
results are more precise if only the outer shell is discarded. To avoid eroding the ensemble,
it is rebuilt with more locations randomly chosen within the current constraint F ⩾ f until
the core F > f contains enough objects that survive. For example, in Figure 3 (bottom),
three extra random locations extended the original ensemble until the core built up to the
original four objects, with three in the shell that is about to be discarded. For continuous
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applications, coincident values of F would be vanishingly rare, so a shell would never hold
more than one object.

1
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core F > f
<latexit sha1_base64="Hb7Of1NpLyNnA+smBHd8jxl8iIw=">AAAB9HicbVDJSgNBEK2JW4xb1KOXxkTwFGYCLhchIIjHCGaBZAg9nZqkSc9id08gDPkOLx4U8erHePNv7CRz0MQHBY/3qqiq58WCK23b31ZubX1jcyu/XdjZ3ds/KB4eNVWUSIYNFolItj2qUPAQG5prge1YIg08gS1vdDvzW2OUikfho57E6AZ0EHKfM6qN5KohCkHKd+SG+OVesWRX7DnIKnEyUoIM9V7xq9uPWBJgqJmgSnUcO9ZuSqXmTOC00E0UxpSN6AA7hoY0QOWm86On5MwofeJH0lSoyVz9PZHSQKlJ4JnOgOqhWvZm4n9eJ9H+tZvyME40hmyxyE8E0RGZJUD6XCLTYmIIZZKbWwkbUkmZNjkVTAjO8surpFmtOJeVi4dqqWZnceThBE7hHBy4ghrcQx0awOAJnuEV3qyx9WK9Wx+L1pyVzRzDH1ifP489kJs=</latexit>

shell F = f

Figure 3. Nested sampling iterate with ensemble size 4.

Discarding s (=3) shell objects to leave just the core c (=4) reflects a volume compression
ratio around c

c+s (=4/7). This estimate is obtained without any reference to triangulation or
geometry or even topology. After discarding the shell, the outermost (lowest) value in the
core will define an updated and increased lower limit f , which can seed a subsequent iterate.

With all points distributed uniformly and equivalently, the compression ratio γ (< 1)
will have been beta-distributed

γ ∼ Beta(c, s) , explicitly Pr(γ) ∝ γc−1(1−γ)s−1 . (4)

So, when we wish to estimate what γ actually was numerically, we can do no better than
sample Beta(c, s), either just once or (preferably) many times. Successive compressions
γ1, γ2, γ3, . . . starting from the initial volume X0 = 1 lead to core volumes (Figure 4 left)

X0 = 1
×γ1−−−−−→ X1 = γ1

×γ2−−−−−→ X2 = γ1γ2
×γ3−−−−−→ X3 = γ1γ2γ3

×γ4−−−−−→ . . . (5)

It is best to keep the shells as thin as possible to maximise the overall compression per
sample, which is why we choose to discard just one outermost value at a time. It does not
matter if sampling omits intermediate values of F because Beta(c, 0) for an invisibly empty
shell (s = 0) would give γ = 1 so would not contribute to compression.

These multiplicative factors are better accumulated additively as logarithms, for which
the mean and standard deviation

log γ = −
(

c+s−1

∑
j=c

1
j

)
±
(

c+s−1

∑
j=c

1
j2

)1/2

(6)

imply well-behaved moments of logarithmic compression log Xk. Conversely, the moments
of raw compression Xk rapidly become misleading and unusable. Just as in statistical
mechanics where the variable of interest is not raw degeneracy Ω but the entropy S = log Ω,
here it is log Q that matters.
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1

<latexit sha1_base64="bh3UdwoY5C8oFYDYvMQC0q/18Zw=">AAAB7HicbVBNTwIxEJ3FL8Qv1KOXRmLiiewSv44kXjxidIEENqRbutDQ7W7aWRNC+A1ePGiMV3+QN/+NBfag4EuavLw3M515YSqFQdf9dgpr6xubW8Xt0s7u3v5B+fCoaZJMM+6zRCa6HVLDpVDcR4GSt1PNaRxK3gpHtzO/9cS1EYl6xHHKg5gOlIgEo2gl/wGpxl654lbdOcgq8XJSgRyNXvmr209YFnOFTFJjOp6bYjCxowSTfFrqZoanlI3ogHcsVTTmJpjMl52SM6v0SZRo+xSSufq7Y0JjY8ZxaCtjikOz7M3E/7xOhtFNMBEqzZArtvgoyiTBhMwuJ32hOUM5toQyLeyuhA2ppgxtPiUbgrd88ipp1qreVfXyvlapX+RxFOEETuEcPLiGOtxBA3xgIOAZXuHNUc6L8+58LEoLTt5zDH/gfP4A46COtA==</latexit>

Start

<latexit sha1_base64="kifppjJIhtBWb7eZjq+rJ0ETIhA=">AAAB8HicbVDLSgNBEOz1GeMr6tHLYhA8hd3g6xjw4jFCXpIsYXbSmwyZmV1mZoWw5Cu8eFDEq5/jzb9xkuxBEwsaiqpuurvChDNtPO/bWVvf2NzaLuwUd/f2Dw5LR8ctHaeKYpPGPFadkGjkTGLTMMOxkygkIuTYDsd3M7/9hEqzWDbMJMFAkKFkEaPEWOmxgUowSQz2S2Wv4s3hrhI/J2XIUe+XvnqDmKYCpaGcaN31vcQEGVGGUY7TYi/VmBA6JkPsWiqJQB1k84On7rlVBm4UK1vSuHP190RGhNYTEdpOQcxIL3sz8T+vm5roNsiYTFKDki4WRSl3TezOvncHTCE1fGIJoYrZW106IopQYzMq2hD85ZdXSata8a8rVw/Vcu0yj6MAp3AGF+DDDdTgHurQBAoCnuEV3hzlvDjvzseidc3JZ07gD5zPH/DtkHc=</latexit>

Terminate

<latexit sha1_base64="F7a3UpyAeI6InuuA2hfMLHaITis=">AAACBXicbVDLSgMxFM3UV62vUZe6CLZC3ZSZ4msjFNy4rGAf0A5DJs20oZlkSDKFMnTjxl9x40IRt/6DO//GtJ2Fth4IHM65h5t7gphRpR3n28qtrK6tb+Q3C1vbO7t79v5BU4lEYtLAggnZDpAijHLS0FQz0o4lQVHASCsY3k791ohIRQV/0OOYeBHqcxpSjLSRfPu41PadG7cEu7BMOGZCUd6HI8GSiJz5dtGpODPAZeJmpAgy1H37q9sT2ES5xgwp1XGdWHspkppiRiaFbqJIjPAQ9UnHUI4iorx0dsUEnhqlB0MhzeMaztTfiRRFSo2jwExGSA/UojcV//M6iQ6vvZTyONHmxPmiMGFQCzitBPaoJFizsSEIS2r+CvEASYS1Ka5gSnAXT14mzWrFvaxc3FeLtfOsjjw4AiegDFxwBWrgDtRBA2DwCJ7BK3iznqwX6936mI/mrCxzCP7A+vwBpnGWwQ==</latexit>

X0 = 1 (enclosing volume)
<latexit sha1_base64="6I4I6OE/ajDXBL6z8ZBtD3nIOAs=">AAACBnicbVDLSsNAFJ34rPUVdSnCYCvUTUmKr41QcOOygn1AG8JkOmmHTmbCzEQIoSs3/oobF4q49Rvc+TdO2yy09cCFwzn3cu89Qcyo0o7zbS0tr6yurRc2iptb2zu79t5+S4lEYtLEggnZCZAijHLS1FQz0oklQVHASDsY3Uz89gORigp+r9OYeBEacBpSjLSRfPuoHPrOtVOGPViJUj00BoOBSHgfyfTUt0tO1ZkCLhI3JyWQo+HbX72+wElEuMYMKdV1nVh7GZKaYkbGxV6iSIzwCA1I11COIqK8bPrGGJ4YpQ9DIU1xDafq74kMRUqlUWA6I6SHat6biP953USHV15GeZxowvFsUZgwqAWcZAL7VBKsWWoIwpKaWyEeIomwNskVTQju/MuLpFWruhfV87taqX6Wx1EAh+AYVIALLkEd3IIGaAIMHsEzeAVv1pP1Yr1bH7PWJSufOQB/YH3+AIL9lz0=</latexit>

f0 = 0 (mythical boundary)

<latexit sha1_base64="fd1yhT5BNh8k0jSdlxL1pIN4iqE=">AAAB+HicbVDJSgNBEK2JW4xLRj16aQyCpzAT3I4BPXiMYBZIhtDTU5M06Vno7hFiyJd48aCIVz/Fm39jJ5mDJj4oeLxXRVU9PxVcacf5tgpr6xubW8Xt0s7u3n7ZPjhsqSSTDJssEYns+FSh4DE2NdcCO6lEGvkC2/7oZua3H1EqnsQPepyiF9FBzEPOqDZS3y7fcsWoDIgaohDE7dsVp+rMQVaJm5MK5Gj07a9ekLAswlgzQZXquk6qvQmVmjOB01IvU5hSNqID7Boa0wiVN5kfPiWnRglImEhTsSZz9ffEhEZKjSPfdEZUD9WyNxP/87qZDq+9CY/TTGPMFovCTBCdkFkKJOASmRZjQyiT3NxK2JBKyrTJqmRCcJdfXiWtWtW9rF7c1yr18zyOIhzDCZyBC1dQhztoQBMYZPAMr/BmPVkv1rv1sWgtWPnMEfyB9fkDzNCSfg==</latexit>

Discard shell 1

<latexit sha1_base64="cPt7Bv0pMzr6Hjfs8BVDfL1oIgw=">AAAB+XicbVBNSwMxEJ2tX7V+rXr0EmwFT2W3+HURCl48VrC20C5LNk3b0CS7JNlCWfpPvHhQxKv/xJv/xrTdg7Y+GHi8N8PMvCjhTBvP+3YKa+sbm1vF7dLO7t7+gXt49KTjVBHaJDGPVTvCmnImadMww2k7URSLiNNWNLqb+a0xVZrF8tFMEhoIPJCszwg2Vgpdt9IOfXSLugMsBA79SuiWvao3B1olfk7KkKMRul/dXkxSQaUhHGvd8b3EBBlWhhFOp6VuqmmCyQgPaMdSiQXVQTa/fIrOrNJD/VjZkgbN1d8TGRZaT0RkOwU2Q73szcT/vE5q+jdBxmSSGirJYlE/5cjEaBYD6jFFieETSzBRzN6KyBArTIwNq2RD8JdfXiVPtap/Vb18qJXrF3kcRTiBUzgHH66hDvfQgCYQGMMzvMKbkzkvzrvzsWgtOPnMMfyB8/kD7oeR4Q==</latexit>

X1 = �1

<latexit sha1_base64="wjYqrnOYnOCOhNXyjvc9MC7IOZo=">AAACAnicbZDLSgMxFIYz9VbrbdSVuAm2gqsyM3jbCAU3LivYC7TDkEkzbWiSGZKMUIbixldx40IRtz6FO9/GtB1BW38IfPznHE7OHyaMKu04X1ZhaXllda24XtrY3NresXf3mipOJSYNHLNYtkOkCKOCNDTVjLQTSRAPGWmFw+tJvXVPpKKxuNOjhPgc9QWNKEbaWIF9UGkHHryC3T7iHAXuD3iVwC47VWcquAhuDmWQqx7Yn91ejFNOhMYMKdVxnUT7GZKaYkbGpW6qSILwEPVJx6BAnCg/m54whsfG6cEoluYJDafu74kMcaVGPDSdHOmBmq9NzP9qnVRHl35GRZJqIvBsUZQyqGM4yQP2qCRYs5EBhCU1f4V4gCTC2qRWMiG48ycvQtOruufVs1uvXDvN4yiCQ3AEToALLkAN3IA6aAAMHsATeAGv1qP1bL1Z77PWgpXP7IM/sj6+ARpxlUw=</latexit>

X2 = �1�2

<latexit sha1_base64="j+kZNeGsm7cKfwjaARUJaoAOj0Q=">AAACC3icbZDLSgMxFIYzXmu9jbp0E9oKrspM620jFNy4rGAv0A5DJs20oUlmSDJCGbp346u4caGIW1/AnW9j2k5BW38IfPznHE7OH8SMKu0439bK6tr6xmZuK7+9s7u3bx8cNlWUSEwaOGKRbAdIEUYFaWiqGWnHkiAeMNIKhjeTeuuBSEUjca9HMfE46gsaUoy0sXy7UGr7VXgNu33EOfLdOVTmUC35dtEpO1PBZXAzKIJMdd/+6vYinHAiNGZIqY7rxNpLkdQUMzLOdxNFYoSHqE86BgXiRHnp9JYxPDFOD4aRNE9oOHV/T6SIKzXigenkSA/UYm1i/lfrJDq88lIq4kQTgWeLwoRBHcFJMLBHJcGajQwgLKn5K8QDJBHWJr68CcFdPHkZmpWye1E+v6sUa2dZHDlwDArgFLjgEtTALaiDBsDgETyDV/BmPVkv1rv1MWtdsbKZI/BH1ucPZBWYuA==</latexit>

X3 = �1�2�3

<latexit sha1_base64="Wos0XxWUFVn1kCr3K7d6LzoQok8=">AAAB+HicbVDJSgNBEK2JW4xLRj16aQyCpzAT3I4BPXiMYBZIhtDTU5M06Vno7hFiyJd48aCIVz/Fm39jJ5mDJj4oeLxXRVU9PxVcacf5tgpr6xubW8Xt0s7u3n7ZPjhsqSSTDJssEYns+FSh4DE2NdcCO6lEGvkC2/7oZua3H1EqnsQPepyiF9FBzEPOqDZS3y7fcsWoDIgaohCk1rcrTtWZg6wSNycVyNHo21+9IGFZhLFmgirVdZ1UexMqNWcCp6VepjClbEQH2DU0phEqbzI/fEpOjRKQMJGmYk3m6u+JCY2UGke+6YyoHqplbyb+53UzHV57Ex6nmcaYLRaFmSA6IbMUSMAlMi3GhlAmubmVsCGVlGmTVcmE4C6/vEpatap7Wb24r1Xq53kcRTiGEzgDF66gDnfQgCYwyOAZXuHNerJerHfrY9FasPKZI/gD6/MHzlSSfw==</latexit>

Discard shell 2

<latexit sha1_base64="r7ExkavUtiIXpkdDWMBDHel/Ly0=">AAAB+HicbVDJSgNBEK1xjXFJ1KOXxiB4CjNxPQb04DGCWSAZQk9PTdKkZ6G7R4hDvsSLB0W8+ine/Bs7yRw08UHB470qqup5ieBK2/a3tbK6tr6xWdgqbu/s7pXK+wctFaeSYZPFIpYdjyoUPMKm5lpgJ5FIQ09g2xvdTP32I0rF4+hBjxN0QzqIeMAZ1Ubql0u3XDEqfaKGKAQ565crdtWegSwTJycVyNHol796fszSECPNBFWq69iJdjMqNWcCJ8VeqjChbEQH2DU0oiEqN5sdPiEnRvFJEEtTkSYz9fdERkOlxqFnOkOqh2rRm4r/ed1UB9duxqMk1Rix+aIgFUTHZJoC8blEpsXYEMokN7cSNqSSMm2yKpoQnMWXl0mrVnUuqxf3tUr9PI+jAEdwDKfgwBXU4Q4a0AQGKTzDK7xZT9aL9W59zFtXrHzmEP7A+vwBz9iSgA==</latexit>

Discard shell 3
<latexit sha1_base64="gVKMZLw1ocjLNphriYkEvJ4olLU=">AAACCHicbVDLSgNBEJyN7/iKevTgYCJEkLDr+xj04jGCiUI2hN7JJBmc2V1meoWw5OjFX/HiQRGvfoI3/8bJ46CJBQ1FVTfdXUEshUHX/XYyM7Nz8wuLS9nlldW19dzGZs1EiWa8yiIZ6bsADJci5FUUKPldrDmoQPLb4P5y4N8+cG1EFN5gL+YNBZ1QtAUDtFIzt1PwO6AUNI+ob4SiqY9ILzhCv3h84O0Xmrm8W3KHoNPEG5M8GaPSzH35rYgliofIJBhT99wYGyloFEzyftZPDI+B3UOH1y0NQXHTSIeP9OmeVVq0HWlbIdKh+nsiBWVMTwW2UwF2zaQ3EP/z6gm2zxupCOMEechGi9qJpBjRQSq0JTRnKHuWANPC3kpZFzQwtNllbQje5MvTpHZY8k5LJ9eH+fLxOI5Fsk12SZF45IyUyRWpkCph5JE8k1fy5jw5L8678zFqzTjjmS3yB87nD4jVl7M=</latexit>

�3 ⇠ Beta(4, 1)

<latexit sha1_base64="h7GO/JauPtJc+jjShuNeehdrics=">AAAB83icbVDJSgNBEO2JW4xb1KOXxiB4CjPB7Rjw4jGKWSAZQk9PTdKkp3voRQghv+HFgyJe/Rlv/o2dZA6a+KDg8V4VVfWijDNtfP/bK6ytb2xuFbdLO7t7+wflw6OWllZRaFLJpepERANnApqGGQ6dTAFJIw7taHQ789tPoDST4tGMMwhTMhAsYZQYJ/UeILKMx5hKBf1yxa/6c+BVEuSkgnI0+uWvXiypTUEYyonW3cDPTDghyjDKYVrqWQ0ZoSMygK6jgqSgw8n85ik+c0qME6lcCYPn6u+JCUm1HqeR60yJGeplbyb+53WtSW7CCROZNSDoYlFiOTYSzwLAMVNADR87Qqhi7lZMh0QRalxMJRdCsPzyKmnVqsFV9fK+Vqlf5HEU0Qk6RecoQNeoju5QAzURRRl6Rq/ozbPei/fufSxaC14+c4z+wPv8AcibkXw=</latexit>

Rebuild core

<latexit sha1_base64="dm/3nNYjEqm53bINa3TRGNj+D1s=">AAAB63icbVDJSgNBEO2JW4xb1KOXxiB4CjMBl2PAi8cIZoFkCD2dmqRJL0N3jxCG/IIXD4p49Ye8+Tf2JHPQxAcFj/eqqKoXJZwZ6/vfXmljc2t7p7xb2ds/ODyqHp90jEo1hTZVXOleRAxwJqFtmeXQSzQQEXHoRtO73O8+gTZMyUc7SyAUZCxZzCixuUSVhmG15tf9BfA6CQpSQwVaw+rXYKRoKkBayokx/cBPbJgRbRnlMK8MUgMJoVMyhr6jkggwYba4dY4vnDLCsdKupMUL9fdERoQxMxG5TkHsxKx6ufif109tfBtmTCapBUmXi+KUY6tw/jgeMQ3U8pkjhGrmbsV0QjSh1sVTcSEEqy+vk06jHlzXrx4ataZfxFFGZ+gcXaIA3aAmukct1EYUTdAzekVvnvBevHfvY9la8oqZU/QH3ucPIwuOQQ==</latexit>core

<latexit sha1_base64="h7GO/JauPtJc+jjShuNeehdrics=">AAAB83icbVDJSgNBEO2JW4xb1KOXxiB4CjPB7Rjw4jGKWSAZQk9PTdKkp3voRQghv+HFgyJe/Rlv/o2dZA6a+KDg8V4VVfWijDNtfP/bK6ytb2xuFbdLO7t7+wflw6OWllZRaFLJpepERANnApqGGQ6dTAFJIw7taHQ789tPoDST4tGMMwhTMhAsYZQYJ/UeILKMx5hKBf1yxa/6c+BVEuSkgnI0+uWvXiypTUEYyonW3cDPTDghyjDKYVrqWQ0ZoSMygK6jgqSgw8n85ik+c0qME6lcCYPn6u+JCUm1HqeR60yJGeplbyb+53WtSW7CCROZNSDoYlFiOTYSzwLAMVNADR87Qqhi7lZMh0QRalxMJRdCsPzyKmnVqsFV9fK+Vqlf5HEU0Qk6RecoQNeoju5QAzURRRl6Rq/ozbPei/fufSxaC14+c4z+wPv8AcibkXw=</latexit>

Rebuild core

<latexit sha1_base64="h7GO/JauPtJc+jjShuNeehdrics=">AAAB83icbVDJSgNBEO2JW4xb1KOXxiB4CjPB7Rjw4jGKWSAZQk9PTdKkp3voRQghv+HFgyJe/Rlv/o2dZA6a+KDg8V4VVfWijDNtfP/bK6ytb2xuFbdLO7t7+wflw6OWllZRaFLJpepERANnApqGGQ6dTAFJIw7taHQ789tPoDST4tGMMwhTMhAsYZQYJ/UeILKMx5hKBf1yxa/6c+BVEuSkgnI0+uWvXiypTUEYyonW3cDPTDghyjDKYVrqWQ0ZoSMygK6jgqSgw8n85ik+c0qME6lcCYPn6u+JCUm1HqeR60yJGeplbyb+53WtSW7CCROZNSDoYlFiOTYSzwLAMVNADR87Qqhi7lZMh0QRalxMJRdCsPzyKmnVqsFV9fK+Vqlf5HEU0Qk6RecoQNeoju5QAzURRRl6Rq/ozbPei/fufSxaC14+c4z+wPv8AcibkXw=</latexit>

Rebuild core

<latexit sha1_base64="dm/3nNYjEqm53bINa3TRGNj+D1s=">AAAB63icbVDJSgNBEO2JW4xb1KOXxiB4CjMBl2PAi8cIZoFkCD2dmqRJL0N3jxCG/IIXD4p49Ye8+Tf2JHPQxAcFj/eqqKoXJZwZ6/vfXmljc2t7p7xb2ds/ODyqHp90jEo1hTZVXOleRAxwJqFtmeXQSzQQEXHoRtO73O8+gTZMyUc7SyAUZCxZzCixuUSVhmG15tf9BfA6CQpSQwVaw+rXYKRoKkBayokx/cBPbJgRbRnlMK8MUgMJoVMyhr6jkggwYba4dY4vnDLCsdKupMUL9fdERoQxMxG5TkHsxKx6ufif109tfBtmTCapBUmXi+KUY6tw/jgeMQ3U8pkjhGrmbsV0QjSh1sVTcSEEqy+vk06jHlzXrx4ataZfxFFGZ+gcXaIA3aAmukct1EYUTdAzekVvnvBevHfvY9la8oqZU/QH3ucPIwuOQQ==</latexit>core
<latexit sha1_base64="6gtg8PFuiyeyMmcIr7XEcVF1Bvs=">AAAB73icbVDLSgNBEOyNrxhfUY9eBoPgKexGfBwDXjxGMA9IljA76U2GzM6uM7NCWPITXjwo4tXf8ebfOEn2oIkFDUVVN91dQSK4Nq777RTW1jc2t4rbpZ3dvf2D8uFRS8epYthksYhVJ6AaBZfYNNwI7CQKaRQIbAfj25nffkKleSwfzCRBP6JDyUPOqLFSR49QCHJR6pcrbtWdg6wSLycVyNHol796g5ilEUrDBNW667mJ8TOqDGcCp6VeqjGhbEyH2LVU0gi1n83vnZIzqwxIGCtb0pC5+nsio5HWkyiwnRE1I73szcT/vG5qwhs/4zJJDUq2WBSmgpiYzJ4nA66QGTGxhDLF7a2EjaiizNiIZiF4yy+vklat6l1VL+9rlbqbx1GEEziFc/DgGupwBw1oAgMBz/AKb86j8+K8Ox+L1oKTzxzDHzifP/R6jzU=</latexit>

shell 3

<latexit sha1_base64="bSfEHUtFWK/jSvLNFomolUd51xU=">AAAB7HicbVBNS8NAEJ3Ur1q/qh69LLaCp5JU/DgWvHisYGqhDWWznbRLN5uwuxFK6W/w4kERr/4gb/4bt20O2vpg4PHeDDPzwlRwbVz32ymsrW9sbhW3Szu7e/sH5cOjlk4yxdBniUhUO6QaBZfoG24EtlOFNA4FPoaj25n/+IRK80Q+mHGKQUwHkkecUWMlvxr1Lqq9csWtuXOQVeLlpAI5mr3yV7efsCxGaZigWnc8NzXBhCrDmcBpqZtpTCkb0QF2LJU0Rh1M5sdOyZlV+iRKlC1pyFz9PTGhsdbjOLSdMTVDvezNxP+8Tmaim2DCZZoZlGyxKMoEMQmZfU76XCEzYmwJZYrbWwkbUkWZsfmUbAje8surpFWveVe1y/t6peHmcRThBE7hHDy4hgbcQRN8YMDhGV7hzZHOi/PufCxaC04+cwx/4Hz+AKj8jeI=</latexit>

f3

<latexit sha1_base64="P62tUtbl7jeGO1kCo8LTbJn02Vk=">AAACCHicbVDJSgNBEO1xjXGLevRgYyJEkDAT3I5BLx4jmAUyIdR0OrGxe2borhHCkKMXf8WLB0W8+gne/Bs7y0GjDwoe71VRVS+IpTDoul/O3PzC4tJyZiW7ura+sZnb2q6bKNGM11gkI90MwHApQl5DgZI3Y81BBZI3grvLkd+459qIKLzBQczbCvqh6AkGaKVObq/g90Ep6HjUN0LR1EekFxxhWDw+Kh8WOrm8W3LHoH+JNyV5MkW1k/v0uxFLFA+RSTCm5bkxtlPQKJjkw6yfGB4Du4M+b1kaguKmnY4fGdIDq3RpL9K2QqRj9edECsqYgQpspwK8NbPeSPzPayXYO2+nIowT5CGbLOolkmJER6nQrtCcoRxYAkwLeytlt6CBoc0ua0PwZl/+S+rlkndaOrku5yvH0zgyZJfskyLxyBmpkCtSJTXCyAN5Ii/k1Xl0np03533SOudMZ3bILzgf34cnl7I=</latexit>

�1 ⇠ Beta(4, 2)

<latexit sha1_base64="dm/3nNYjEqm53bINa3TRGNj+D1s=">AAAB63icbVDJSgNBEO2JW4xb1KOXxiB4CjMBl2PAi8cIZoFkCD2dmqRJL0N3jxCG/IIXD4p49Ye8+Tf2JHPQxAcFj/eqqKoXJZwZ6/vfXmljc2t7p7xb2ds/ODyqHp90jEo1hTZVXOleRAxwJqFtmeXQSzQQEXHoRtO73O8+gTZMyUc7SyAUZCxZzCixuUSVhmG15tf9BfA6CQpSQwVaw+rXYKRoKkBayokx/cBPbJgRbRnlMK8MUgMJoVMyhr6jkggwYba4dY4vnDLCsdKupMUL9fdERoQxMxG5TkHsxKx6ufif109tfBtmTCapBUmXi+KUY6tw/jgeMQ3U8pkjhGrmbsV0QjSh1sVTcSEEqy+vk06jHlzXrx4ataZfxFFGZ+gcXaIA3aAmukct1EYUTdAzekVvnvBevHfvY9la8oqZU/QH3ucPIwuOQQ==</latexit>core
<latexit sha1_base64="yApA3mwUsbIQ54HXVDtUUn4FZr8=">AAAB73icbVBNS8NAEJ34WetX1aOXxSJ4KknBj2PBi8cK9gPaUDbbSbt0s4m7G6GE/gkvHhTx6t/x5r9x0+agrQ8GHu/NMDMvSATXxnW/nbX1jc2t7dJOeXdv/+CwcnTc1nGqGLZYLGLVDahGwSW2DDcCu4lCGgUCO8HkNvc7T6g0j+WDmSboR3QkecgZNVbq6jEKQbzyoFJ1a+4cZJV4BalCgeag8tUfxiyNUBomqNY9z02Mn1FlOBM4K/dTjQllEzrCnqWSRqj9bH7vjJxbZUjCWNmShszV3xMZjbSeRoHtjKgZ62UvF//zeqkJb/yMyyQ1KNliUZgKYmKSP0+GXCEzYmoJZYrbWwkbU0WZsRHlIXjLL6+Sdr3mXdUu7+vVhlvEUYJTOIML8OAaGnAHTWgBAwHP8ApvzqPz4rw7H4vWNaeYOYE/cD5/APFwjzM=</latexit>

shell 1

<latexit sha1_base64="KWthyi+Gn3HIFzo+UBsEn7kmtLc=">AAAB7HicbVBNS8NAEJ3Ur1q/qh69LLaCp5IU/DgWvHisYNpCG8pmu2mXbjZhdyKU0t/gxYMiXv1B3vw3btsctPXBwOO9GWbmhakUBl332ylsbG5t7xR3S3v7B4dH5eOTlkkyzbjPEpnoTkgNl0JxHwVK3kk1p3EoeTsc38399hPXRiTqEScpD2I6VCISjKKV/GrU96r9csWtuQuQdeLlpAI5mv3yV2+QsCzmCpmkxnQ9N8VgSjUKJvms1MsMTykb0yHvWqpozE0wXRw7IxdWGZAo0bYUkoX6e2JKY2MmcWg7Y4ojs+rNxf+8bobRbTAVKs2QK7ZcFGWSYELmn5OB0JyhnFhCmRb2VsJGVFOGNp+SDcFbfXmdtOo177p29VCvNNw8jiKcwTlcggc30IB7aIIPDAQ8wyu8Ocp5cd6dj2VrwclnTuEPnM8fpfKN4A==</latexit>

f1

<latexit sha1_base64="KWthyi+Gn3HIFzo+UBsEn7kmtLc=">AAAB7HicbVBNS8NAEJ3Ur1q/qh69LLaCp5IU/DgWvHisYNpCG8pmu2mXbjZhdyKU0t/gxYMiXv1B3vw3btsctPXBwOO9GWbmhakUBl332ylsbG5t7xR3S3v7B4dH5eOTlkkyzbjPEpnoTkgNl0JxHwVK3kk1p3EoeTsc38399hPXRiTqEScpD2I6VCISjKKV/GrU96r9csWtuQuQdeLlpAI5mv3yV2+QsCzmCpmkxnQ9N8VgSjUKJvms1MsMTykb0yHvWqpozE0wXRw7IxdWGZAo0bYUkoX6e2JKY2MmcWg7Y4ojs+rNxf+8bobRbTAVKs2QK7ZcFGWSYELmn5OB0JyhnFhCmRb2VsJGVFOGNp+SDcFbfXmdtOo177p29VCvNNw8jiKcwTlcggc30IB7aIIPDAQ8wyu8Ocp5cd6dj2VrwclnTuEPnM8fpfKN4A==</latexit>

f1

<latexit sha1_base64="dm/3nNYjEqm53bINa3TRGNj+D1s=">AAAB63icbVDJSgNBEO2JW4xb1KOXxiB4CjMBl2PAi8cIZoFkCD2dmqRJL0N3jxCG/IIXD4p49Ye8+Tf2JHPQxAcFj/eqqKoXJZwZ6/vfXmljc2t7p7xb2ds/ODyqHp90jEo1hTZVXOleRAxwJqFtmeXQSzQQEXHoRtO73O8+gTZMyUc7SyAUZCxZzCixuUSVhmG15tf9BfA6CQpSQwVaw+rXYKRoKkBayokx/cBPbJgRbRnlMK8MUgMJoVMyhr6jkggwYba4dY4vnDLCsdKupMUL9fdERoQxMxG5TkHsxKx6ufif109tfBtmTCapBUmXi+KUY6tw/jgeMQ3U8pkjhGrmbsV0QjSh1sVTcSEEqy+vk06jHlzXrx4ataZfxFFGZ+gcXaIA3aAmukct1EYUTdAzekVvnvBevHfvY9la8oqZU/QH3ucPIwuOQQ==</latexit>core
<latexit sha1_base64="rY/8IgGhdxP95awmBvpcIJDbCqg=">AAAB73icbVBNS8NAEJ34WetX1aOXxSJ4KknBj2PBi8cK9gPaUDbbSbt0s4m7G6GE/gkvHhTx6t/x5r9x0+agrQ8GHu/NMDMvSATXxnW/nbX1jc2t7dJOeXdv/+CwcnTc1nGqGLZYLGLVDahGwSW2DDcCu4lCGgUCO8HkNvc7T6g0j+WDmSboR3QkecgZNVbq6jEKQerlQaXq1tw5yCrxClKFAs1B5as/jFkaoTRMUK17npsYP6PKcCZwVu6nGhPKJnSEPUsljVD72fzeGTm3ypCEsbIlDZmrvycyGmk9jQLbGVEz1steLv7n9VIT3vgZl0lqULLFojAVxMQkf54MuUJmxNQSyhS3txI2pooyYyPKQ/CWX14l7XrNu6pd3terDbeIowSncAYX4ME1NOAOmtACBgKe4RXenEfnxXl3Phata04xcwJ/4Hz+APL1jzQ=</latexit>

shell 2

<latexit sha1_base64="emvCNG211fAg4udRm6qzJP5TIcQ=">AAAB7HicbVDLSgNBEOyNrxhfUY9eBhPBU9gN+DgGvHiM4CaBZAmzk95kyOzsMjMrhCXf4MWDIl79IG/+jZPHQRMLGoqqbrq7wlRwbVz32ylsbG5t7xR3S3v7B4dH5eOTlk4yxdBniUhUJ6QaBZfoG24EdlKFNA4FtsPx3cxvP6HSPJGPZpJiENOh5BFn1FjJr0b9erVfrrg1dw6yTrwlqcASzX75qzdIWBajNExQrbuem5ogp8pwJnBa6mUaU8rGdIhdSyWNUQf5/NgpubDKgESJsiUNmau/J3Iaaz2JQ9sZUzPSq95M/M/rZia6DXIu08ygZItFUSaIScjsczLgCpkRE0soU9zeStiIKsqMzadkQ/BWX14nrXrNu65dPdQrDXcZRxHO4BwuwYMbaMA9NMEHBhye4RXeHOm8OO/Ox6K14CxnTuEPnM8fp3eN4Q==</latexit>

f2
<latexit sha1_base64="emvCNG211fAg4udRm6qzJP5TIcQ=">AAAB7HicbVDLSgNBEOyNrxhfUY9eBhPBU9gN+DgGvHiM4CaBZAmzk95kyOzsMjMrhCXf4MWDIl79IG/+jZPHQRMLGoqqbrq7wlRwbVz32ylsbG5t7xR3S3v7B4dH5eOTlk4yxdBniUhUJ6QaBZfoG24EdlKFNA4FtsPx3cxvP6HSPJGPZpJiENOh5BFn1FjJr0b9erVfrrg1dw6yTrwlqcASzX75qzdIWBajNExQrbuem5ogp8pwJnBa6mUaU8rGdIhdSyWNUQf5/NgpubDKgESJsiUNmau/J3Iaaz2JQ9sZUzPSq95M/M/rZia6DXIu08ygZItFUSaIScjsczLgCpkRE0soU9zeStiIKsqMzadkQ/BWX14nrXrNu65dPdQrDXcZRxHO4BwuwYMbaMA9NMEHBhye4RXeHOm8OO/Ox6K14CxnTuEPnM8fp3eN4Q==</latexit>

f2

<latexit sha1_base64="emvCNG211fAg4udRm6qzJP5TIcQ=">AAAB7HicbVDLSgNBEOyNrxhfUY9eBhPBU9gN+DgGvHiM4CaBZAmzk95kyOzsMjMrhCXf4MWDIl79IG/+jZPHQRMLGoqqbrq7wlRwbVz32ylsbG5t7xR3S3v7B4dH5eOTlk4yxdBniUhUJ6QaBZfoG24EdlKFNA4FtsPx3cxvP6HSPJGPZpJiENOh5BFn1FjJr0b9erVfrrg1dw6yTrwlqcASzX75qzdIWBajNExQrbuem5ogp8pwJnBa6mUaU8rGdIhdSyWNUQf5/NgpubDKgESJsiUNmau/J3Iaaz2JQ9sZUzPSq95M/M/rZia6DXIu08ygZItFUSaIScjsczLgCpkRE0soU9zeStiIKsqMzadkQ/BWX14nrXrNu65dPdQrDXcZRxHO4BwuwYMbaMA9NMEHBhye4RXeHOm8OO/Ox6K14CxnTuEPnM8fp3eN4Q==</latexit>

f2

<latexit sha1_base64="CtPJ5uxgAtVtg1BcohvPZJEnu6g=">AAAB7HicbVDLSgNBEOyNrxhfUY9eBhPBU9gN+DgGvHiM4CaBZAmzk9lkyOzsMtMrhCXf4MWDIl79IG/+jZPHQRMLGoqqbrq7wlQKg6777RQ2Nre2d4q7pb39g8Oj8vFJyySZZtxniUx0J6SGS6G4jwIl76Sa0ziUvB2O72Z++4lrIxL1iJOUBzEdKhEJRtFKfrXTd6v9csWtuXOQdeItSQWWaPbLX71BwrKYK2SSGtP13BSDnGoUTPJpqZcZnlI2pkPetVTRmJsgnx87JRdWGZAo0bYUkrn6eyKnsTGTOLSdMcWRWfVm4n9eN8PoNsiFSjPkii0WRZkkmJDZ52QgNGcoJ5ZQpoW9lbAR1ZShzadkQ/BWX14nrXrNu65dPdQrDXcZRxHO4BwuwYMbaMA9NMEHBgKe4RXeHOW8OO/Ox6K14CxnTuEPnM8fjwuN0Q==</latexit>

X0
<latexit sha1_base64="o+4YhRlCWwWMXb63wjdJXXQiwlc=">AAAB7HicbVDLSgNBEOyNrxhfUY9eBhPBU9gN+DgGvHiM4CaBZAmzk95kyOzsMjMrhCXf4MWDIl79IG/+jZPHQRMLGoqqbrq7wlRwbVz32ylsbG5t7xR3S3v7B4dH5eOTlk4yxdBniUhUJ6QaBZfoG24EdlKFNA4FtsPx3cxvP6HSPJGPZpJiENOh5BFn1FjJr3b6XrVfrrg1dw6yTrwlqcASzX75qzdIWBajNExQrbuem5ogp8pwJnBa6mUaU8rGdIhdSyWNUQf5/NgpubDKgESJsiUNmau/J3Iaaz2JQ9sZUzPSq95M/M/rZia6DXIu08ygZItFUSaIScjsczLgCpkRE0soU9zeStiIKsqMzadkQ/BWX14nrXrNu65dPdQrDXcZRxHO4BwuwYMbaMA9NMEHBhye4RXeHOm8OO/Ox6K14CxnTuEPnM8fkJCN0g==</latexit>

X1
<latexit sha1_base64="xvsyrW68uE3XsLx+Ch7+7+P3nkY=">AAAB7HicbVBNS8NAEJ3Ur1q/qh69LLaCp5IU/DgWvHisYNpCG8pmu2mXbjZhdyKU0t/gxYMiXv1B3vw3btsctPXBwOO9GWbmhakUBl332ylsbG5t7xR3S3v7B4dH5eOTlkkyzbjPEpnoTkgNl0JxHwVK3kk1p3EoeTsc38399hPXRiTqEScpD2I6VCISjKKV/GqnX6/2yxW35i5A1omXkwrkaPbLX71BwrKYK2SSGtP13BSDKdUomOSzUi8zPKVsTIe8a6miMTfBdHHsjFxYZUCiRNtSSBbq74kpjY2ZxKHtjCmOzKo3F//zuhlGt8FUqDRDrthyUZRJggmZf04GQnOGcmIJZVrYWwkbUU0Z2nxKNgRv9eV10qrXvOva1UO90nDzOIpwBudwCR7cQAPuoQk+MBDwDK/w5ijnxXl3PpatBSefOYU/cD5/AJIVjdM=</latexit>

X2

<latexit sha1_base64="BbKHOuaYr34y8nj+iPf48zshQco=">AAAB7HicbVBNS8NAEJ3Ur1q/qh69LLaCp5JU/DgWvHisYGqhDWWz3bRLN5uwOxFK6W/w4kERr/4gb/4bt20O2vpg4PHeDDPzwlQKg6777RTW1jc2t4rbpZ3dvf2D8uFRyySZZtxniUx0O6SGS6G4jwIlb6ea0ziU/DEc3c78xyeujUjUA45THsR0oEQkGEUr+dV276LaK1fcmjsHWSVeTiqQo9krf3X7CctirpBJakzHc1MMJlSjYJJPS93M8JSyER3wjqWKxtwEk/mxU3JmlT6JEm1LIZmrvycmNDZmHIe2M6Y4NMveTPzP62QY3QQTodIMuWKLRVEmCSZk9jnpC80ZyrEllGlhbyVsSDVlaPMp2RC85ZdXSate865ql/f1SsPN4yjCCZzCOXhwDQ24gyb4wEDAM7zCm6OcF+fd+Vi0Fpx85hj+wPn8AZOajdQ=</latexit>

X3

<latexit sha1_base64="bSfEHUtFWK/jSvLNFomolUd51xU=">AAAB7HicbVBNS8NAEJ3Ur1q/qh69LLaCp5JU/DgWvHisYGqhDWWznbRLN5uwuxFK6W/w4kERr/4gb/4bt20O2vpg4PHeDDPzwlRwbVz32ymsrW9sbhW3Szu7e/sH5cOjlk4yxdBniUhUO6QaBZfoG24EtlOFNA4FPoaj25n/+IRK80Q+mHGKQUwHkkecUWMlvxr1Lqq9csWtuXOQVeLlpAI5mr3yV7efsCxGaZigWnc8NzXBhCrDmcBpqZtpTCkb0QF2LJU0Rh1M5sdOyZlV+iRKlC1pyFz9PTGhsdbjOLSdMTVDvezNxP+8Tmaim2DCZZoZlGyxKMoEMQmZfU76XCEzYmwJZYrbWwkbUkWZsfmUbAje8surpFWveVe1y/t6peHmcRThBE7hHDy4hgbcQRN8YMDhGV7hzZHOi/PufCxaC04+cwx/4Hz+AKj8jeI=</latexit>

f3

<latexit sha1_base64="emvCNG211fAg4udRm6qzJP5TIcQ=">AAAB7HicbVDLSgNBEOyNrxhfUY9eBhPBU9gN+DgGvHiM4CaBZAmzk95kyOzsMjMrhCXf4MWDIl79IG/+jZPHQRMLGoqqbrq7wlRwbVz32ylsbG5t7xR3S3v7B4dH5eOTlk4yxdBniUhUJ6QaBZfoG24EdlKFNA4FtsPx3cxvP6HSPJGPZpJiENOh5BFn1FjJr0b9erVfrrg1dw6yTrwlqcASzX75qzdIWBajNExQrbuem5ogp8pwJnBa6mUaU8rGdIhdSyWNUQf5/NgpubDKgESJsiUNmau/J3Iaaz2JQ9sZUzPSq95M/M/rZia6DXIu08ygZItFUSaIScjsczLgCpkRE0soU9zeStiIKsqMzadkQ/BWX14nrXrNu65dPdQrDXcZRxHO4BwuwYMbaMA9NMEHBhye4RXeHOm8OO/Ox6K14CxnTuEPnM8fp3eN4Q==</latexit>

f2

<latexit sha1_base64="KWthyi+Gn3HIFzo+UBsEn7kmtLc=">AAAB7HicbVBNS8NAEJ3Ur1q/qh69LLaCp5IU/DgWvHisYNpCG8pmu2mXbjZhdyKU0t/gxYMiXv1B3vw3btsctPXBwOO9GWbmhakUBl332ylsbG5t7xR3S3v7B4dH5eOTlkkyzbjPEpnoTkgNl0JxHwVK3kk1p3EoeTsc38399hPXRiTqEScpD2I6VCISjKKV/GrU96r9csWtuQuQdeLlpAI5mv3yV2+QsCzmCpmkxnQ9N8VgSjUKJvms1MsMTykb0yHvWqpozE0wXRw7IxdWGZAo0bYUkoX6e2JKY2MmcWg7Y4ojs+rNxf+8bobRbTAVKs2QK7ZcFGWSYELmn5OB0JyhnFhCmRb2VsJGVFOGNp+SDcFbfXmdtOo177p29VCvNNw8jiKcwTlcggc30IB7aIIPDAQ8wyu8Ocp5cd6dj2VrwclnTuEPnM8fpfKN4A==</latexit>

f1

<latexit sha1_base64="UX4bncrfYGnygRFVrcqH3jOlIhM=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LLaCp5IU/DgWvHisaGuhDWWznbRLN5uwuxFK6E/w4kERr/4ib/4bt20O2vpg4PHeDDPzgkRwbVz32ymsrW9sbhW3Szu7e/sH5cOjto5TxbDFYhGrTkA1Ci6xZbgR2EkU0igQ+BiMb2b+4xMqzWP5YCYJ+hEdSh5yRo2V7qtutV+uuDV3DrJKvJxUIEezX/7qDWKWRigNE1Trrucmxs+oMpwJnJZ6qcaEsjEdYtdSSSPUfjY/dUrOrDIgYaxsSUPm6u+JjEZaT6LAdkbUjPSyNxP/87qpCa/9jMskNSjZYlGYCmJiMvubDLhCZsTEEsoUt7cSNqKKMmPTKdkQvOWXV0m7XvMuaxd39UrDzeMowgmcwjl4cAUNuIUmtIDBEJ7hFd4c4bw4787HorXg5DPH8AfO5w8twI0G</latexit>

0

<latexit sha1_base64="UX4bncrfYGnygRFVrcqH3jOlIhM=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LLaCp5IU/DgWvHisaGuhDWWznbRLN5uwuxFK6E/w4kERr/4ib/4bt20O2vpg4PHeDDPzgkRwbVz32ymsrW9sbhW3Szu7e/sH5cOjto5TxbDFYhGrTkA1Ci6xZbgR2EkU0igQ+BiMb2b+4xMqzWP5YCYJ+hEdSh5yRo2V7qtutV+uuDV3DrJKvJxUIEezX/7qDWKWRigNE1Trrucmxs+oMpwJnJZ6qcaEsjEdYtdSSSPUfjY/dUrOrDIgYaxsSUPm6u+JjEZaT6LAdkbUjPSyNxP/87qpCa/9jMskNSjZYlGYCmJiMvubDLhCZsTEEsoUt7cSNqKKMmPTKdkQvOWXV0m7XvMuaxd39UrDzeMowgmcwjl4cAUNuIUmtIDBEJ7hFd4c4bw4787HorXg5DPH8AfO5w8twI0G</latexit>

0

<latexit sha1_base64="i0B1MDc1ELmLNRkrsmv6xgj61nU=">AAAB7nicbVBNS8NAEJ3Ur1q/qh69LBbBU0kKfhwLXjxWsB/QhrLZTtqlm03Y3Qgl9Ed48aCIV3+PN/+N2zQHbX0w8Hhvhpl5QSK4Nq777ZQ2Nre2d8q7lb39g8Oj6vFJR8epYthmsYhVL6AaBZfYNtwI7CUKaRQI7AbTu4XffUKleSwfzSxBP6JjyUPOqLFSV09QCOINqzW37uYg68QrSA0KtIbVr8EoZmmE0jBBte57bmL8jCrDmcB5ZZBqTCib0jH2LZU0Qu1n+blzcmGVEQljZUsakqu/JzIaaT2LAtsZUTPRq95C/M/rpya89TMuk9SgZMtFYSqIicnidzLiCpkRM0soU9zeStiEKsqMTahiQ/BWX14nnUbdu65fPTRqTbeIowxncA6X4MENNOEeWtAGBlN4hld4cxLnxXl3PpatJaeYOYU/cD5/ALrvjx8=</latexit>

shell 1

<latexit sha1_base64="OX2PIMMVsMpMDBL2RBz4GJgaEgk=">AAAB7nicbVBNS8NAEJ3Ur1q/qh69LBbBU0kKfhwLXjxWsB/QhrLZTtqlm03Y3Qgl9Ed48aCIV3+PN/+N2zQHbX0w8Hhvhpl5QSK4Nq777ZQ2Nre2d8q7lb39g8Oj6vFJR8epYthmsYhVL6AaBZfYNtwI7CUKaRQI7AbTu4XffUKleSwfzSxBP6JjyUPOqLFSV09QCNIYVmtu3c1B1olXkBoUaA2rX4NRzNIIpWGCat333MT4GVWGM4HzyiDVmFA2pWPsWypphNrP8nPn5MIqIxLGypY0JFd/T2Q00noWBbYzomaiV72F+J/XT01462dcJqlByZaLwlQQE5PF72TEFTIjZpZQpri9lbAJVZQZm1DFhuCtvrxOOo26d12/emjUmm4RRxnO4BwuwYMbaMI9tKANDKbwDK/w5iTOi/PufCxbS04xcwp/4Hz+ALxzjyA=</latexit>

shell 2

<latexit sha1_base64="ehq1KcKCefBWVGEBEc0pOONeZqU=">AAAB7nicbVBNS8NAEJ3Ur1q/qh69LBbBU0kqVY8FLx4r2A9oQ9lsJ+3SzSbsboQS+iO8eFDEq7/Hm//GbZuDtj4YeLw3w8y8IBFcG9f9dgobm1vbO8Xd0t7+weFR+fikreNUMWyxWMSqG1CNgktsGW4EdhOFNAoEdoLJ3dzvPKHSPJaPZpqgH9GR5CFn1Fipo8coBLkalCtu1V2ArBMvJxXI0RyUv/rDmKURSsME1brnuYnxM6oMZwJnpX6qMaFsQkfYs1TSCLWfLc6dkQurDEkYK1vSkIX6eyKjkdbTKLCdETVjverNxf+8XmrCWz/jMkkNSrZcFKaCmJjMfydDrpAZMbWEMsXtrYSNqaLM2IRKNgRv9eV10q5Vvetq/aFWabh5HEU4g3O4BA9uoAH30IQWMJjAM7zCm5M4L86787FsLTj5zCn8gfP5A733jyE=</latexit>

shell 3

<latexit sha1_base64="rGM8hmpzlzCcGHtGcqrdu8CWIX8=">AAAB+nicbVDJSgNBEK1xjXFL9OilMQiewkxwOwa8ePAQwSyQDKGnpyZp0rPQ3aOEMZ/ixYMiXv0Sb/6NnWQOmvig4PFeFVX1vERwpW3721pZXVvf2CxsFbd3dvf2S+WDlopTybDJYhHLjkcVCh5hU3MtsJNIpKEnsO2Nrqd++wGl4nF0r8cJuiEdRDzgjGoj9UvlW/RQDVIk1Pf5XKvYVXsGskycnFQgR6Nf+ur5MUtDjDQTVKmuYyfazajUnAmcFHupwoSyER1g19CIhqjcbHb6hJwYxSdBLE1FmszU3xMZDZUah57pDKkeqkVvKv7ndVMdXLkZj5JUY8Tmi4JUEB2TaQ7E5xKZFmNDKJPmc0bYkErKtEmraEJwFl9eJq1a1bmont/VKvWzPI4CHMExnIIDl1CHG2hAExg8wjO8wpv1ZL1Y79bHvHXFymcO4Q+szx8oVZPn</latexit>

Lebesgue addition
<latexit sha1_base64="cXjNOCGd2WHjv52WLam/tBk6zIE=">AAAB/HicbZDLSsNAFIZP6q3WW7RLN4Ot4KokBS/LgiAuK9haaEKZTKft0MkkzEyEEOqruHGhiFsfxJ1v4zTNQlt/GPj4zzmcM38Qc6a043xbpbX1jc2t8nZlZ3dv/8A+POqqKJGEdkjEI9kLsKKcCdrRTHPaiyXFYcDpQzC9ntcfHqlULBL3Oo2pH+KxYCNGsDbWwK7WPY7FmFN0gzyZU31g15yGkwutgltADQq1B/aXN4xIElKhCcdK9V0n1n6GpWaE01nFSxSNMZniMe0bFDikys/y42fo1DhDNIqkeUKj3P09keFQqTQMTGeI9UQt1+bmf7V+okdXfsZEnGgqyGLRKOFIR2ieBBoySYnmqQFMJDO3IjLBEhNt8qqYENzlL69Ct9lwLxrnd81ayyniKMMxnMAZuHAJLbiFNnSAQArP8Apv1pP1Yr1bH4vWklXMVOGPrM8fPjOT0Q==</latexit>

hF i
<latexit sha1_base64="a1A6oNAoSgc71dygx1KdMd8UeKY=">AAACCHicbVDLSsNAFJ3UV62vqEsXDjaCCylJ8bUsCOKyBfuAJpTJZNIOnSTDzEQsoUs3/oobF4q49RPc+TdO2yy09cCFwzn3cu89PmdUKtv+NgpLyyura8X10sbm1vaOubvXkkkqMGnihCWi4yNJGI1JU1HFSIcLgiKfkbY/vJ747XsiJE3iOzXixItQP6YhxUhpqWceWlYDuohzkTxAV6YR7Lin0A0IUwjeWFbPLNsVewq4SJyclEGOes/8coMEpxGJFWZIyq5jc+VlSCiKGRmX3FQSjvAQ9UlX0xhFRHrZ9JExPNZKAMNE6IoVnKq/JzIUSTmKfN0ZITWQ895E/M/rpiq88jIa81SRGM8WhSmDKoGTVGBABcGKjTRBWFB9K8QDJBBWOruSDsGZf3mRtKoV56Jy3qiWa2d5HEVwAI7ACXDAJaiBW1AHTYDBI3gGr+DNeDJejHfjY9ZaMPKZffAHxucPSQuXjw==</latexit>

Q ⇡
X

X �F

<latexit sha1_base64="z//Y3W+d1F3haNX/HM5eL0ybV48=">AAACCHicbVA9SwNBEN3zM8avU0sLFxNBQcJdjB+laGOpYEwgF8LcZhOX7N4du3NCOFLa+FdsLBSx9SfY+W/cxBQafTDweG+GmXlhIoVBz/t0pqZnZufmcwv5xaXllVV3bf3GxKlmvMpiGet6CIZLEfEqCpS8nmgOKpS8FvbOh37tjmsj4uga+wlvKuhGoiMYoJVa7lYx6IJS0CrTwAhFswCRnnGEwW5l/2Cv2HILXskbgf4l/pgUyBiXLfcjaMcsVTxCJsGYhu8l2MxAo2CSD/JBangCrAdd3rA0AsVNMxs9MqA7VmnTTqxtRUhH6s+JDJQxfRXaTgV4aya9ofif10ixc9LMRJSkyCP2vaiTSooxHaZC20JzhrJvCTAt7K2U3YIGhja7vA3Bn3z5L7kpl/yj0uFVuXBaGceRI5tkm+wSnxyTU3JBLkmVMHJPHskzeXEenCfn1Xn7bp1yxjMb5Bec9y+KR5e0</latexit>

�2 ⇠ Beta(4, 3)

<latexit sha1_base64="m1Bevx4UYmHuPNLy7Tep6/BcREI=">AAAB63icbVDLSsNAFL2pr1pfVZduBovgqiTF17LgxmUF+4A2lMl00gydmYSZiVJCf8GNC0Xc+kPu/BsnbRbaeuDC4Zx7ufeeIOFMG9f9dkpr6xubW+Xtys7u3v5B9fCoo+NUEdomMY9VL8CaciZp2zDDaS9RFIuA024wuc397iNVmsXywUwT6gs8lixkBJtcemImGlZrbt2dA60SryA1KNAaVr8Go5ikgkpDONa677mJ8TOsDCOcziqDVNMEkwke076lEguq/Wx+6wydWWWEwljZkgbN1d8TGRZaT0VgOwU2kV72cvE/r5+a8MbPmExSQyVZLApTjkyM8sfRiClKDJ9agoli9lZEIqwwMTaeig3BW355lXQade+qfnnfqDUvijjKcAKncA4eXEMT7qAFbSAQwTO8wpsjnBfn3flYtJacYuYY/sD5/AFBPY5Y</latexit>

with

<latexit sha1_base64="m1Bevx4UYmHuPNLy7Tep6/BcREI=">AAAB63icbVDLSsNAFL2pr1pfVZduBovgqiTF17LgxmUF+4A2lMl00gydmYSZiVJCf8GNC0Xc+kPu/BsnbRbaeuDC4Zx7ufeeIOFMG9f9dkpr6xubW+Xtys7u3v5B9fCoo+NUEdomMY9VL8CaciZp2zDDaS9RFIuA024wuc397iNVmsXywUwT6gs8lixkBJtcemImGlZrbt2dA60SryA1KNAaVr8Go5ikgkpDONa677mJ8TOsDCOcziqDVNMEkwke076lEguq/Wx+6wydWWWEwljZkgbN1d8TGRZaT0VgOwU2kV72cvE/r5+a8MbPmExSQyVZLApTjkyM8sfRiClKDJ9agoli9lZEIqwwMTaeig3BW355lXQade+qfnnfqDUvijjKcAKncA4eXEMT7qAFbSAQwTO8wpsjnBfn3flYtJacYuYY/sD5/AFBPY5Y</latexit>

with

<latexit sha1_base64="m1Bevx4UYmHuPNLy7Tep6/BcREI=">AAAB63icbVDLSsNAFL2pr1pfVZduBovgqiTF17LgxmUF+4A2lMl00gydmYSZiVJCf8GNC0Xc+kPu/BsnbRbaeuDC4Zx7ufeeIOFMG9f9dkpr6xubW+Xtys7u3v5B9fCoo+NUEdomMY9VL8CaciZp2zDDaS9RFIuA024wuc397iNVmsXywUwT6gs8lixkBJtcemImGlZrbt2dA60SryA1KNAaVr8Go5ikgkpDONa677mJ8TOsDCOcziqDVNMEkwke076lEguq/Wx+6wydWWWEwljZkgbN1d8TGRZaT0VgOwU2kV72cvE/r5+a8MbPmExSQyVZLApTjkyM8sfRiClKDJ9agoli9lZEIqwwMTaeig3BW355lXQade+qfnnfqDUvijjKcAKncA4eXEMT7qAFbSAQwTO8wpsjnBfn3flYtJacYuYY/sD5/AFBPY5Y</latexit>

with

Figure 4. Nested sampling trajectory.

4. Quantity

From the γ’s, Q is estimated by Lebesgue (3) as

Q ≈ ( f1 − 0)X0 + ( f2 − f1)X1 + · · ·+ ( fk − fk−1)Xk−1︸ ︷︷ ︸
nested sampling trajectory

+ (⟨F⟩− fk)Xk︸ ︷︷ ︸
termination

(7)

where ⟨F⟩ is the terminating mean value (Figure 4 right). The result is a distribution
Pr(Q)—better represented in view of the large dynamic ranges as Pr(log Q).

5. Approximation

There is no universally valid “best” single-value representative of Pr(log Q), which
need not even be unimodal. Neither is there any “unbiassed estimator” for Q or log Q.
Users who seek a single value may instead plausibly fix each γ at its logarithmically mean
value (6).

Typically in large applications (H ≫ 1), the terms in Q rise to a maximum (as in-
creasing F overcomes diminishing volumes X) and then decay (as diminishing volume
overcomes limited values of F). Correspondingly, many iterations are needed to scan the
volume range. For continuous applications, s will always be 1 so that each γ is distributed
as Pr(γ) = cγc−1 with logarithmic mean and standard deviation

log γ = −1
c
± 1

c
(8)

Compression by a factor of eH to the bulk of Q will take about cH ±
√

cH such iterates, after
which the volume will be estimated with uncertainty δ log X ≈

√
H/c. The uncertainty

will be reflected in Q
δ log Q ≈

√
H/c (9)

which (under limited computer resources) is minimised by keeping the retained core size
c constant.

Of course, that is merely what is anticipated for a typical application. Particular cases
may behave worse, and δ log Q should be estimated statistically if an application has risk
of that.
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6. Shape

As shells of volume Xk−1−Xk are peeled away (Figure 4) to form the nested sam-
pling trajectory, the corresponding value fk gives a Riemann weight wk = (Xk−1−Xk) fk
(Figure 5 left). That weight can then be randomly assigned among the shell objects to
provide a decomposition of quantity according to volume.

1

<latexit sha1_base64="CtPJ5uxgAtVtg1BcohvPZJEnu6g=">AAAB7HicbVDLSgNBEOyNrxhfUY9eBhPBU9gN+DgGvHiM4CaBZAmzk9lkyOzsMtMrhCXf4MWDIl79IG/+jZPHQRMLGoqqbrq7wlQKg6777RQ2Nre2d4q7pb39g8Oj8vFJyySZZtxniUx0J6SGS6G4jwIl76Sa0ziUvB2O72Z++4lrIxL1iJOUBzEdKhEJRtFKfrXTd6v9csWtuXOQdeItSQWWaPbLX71BwrKYK2SSGtP13BSDnGoUTPJpqZcZnlI2pkPetVTRmJsgnx87JRdWGZAo0bYUkrn6eyKnsTGTOLSdMcWRWfVm4n9eN8PoNsiFSjPkii0WRZkkmJDZ52QgNGcoJ5ZQpoW9lbAR1ZShzadkQ/BWX14nrXrNu65dPdQrDXcZRxHO4BwuwYMbaMA9NMEHBgKe4RXeHOW8OO/Ox6K14CxnTuEPnM8fjwuN0Q==</latexit>

X0
<latexit sha1_base64="o+4YhRlCWwWMXb63wjdJXXQiwlc=">AAAB7HicbVDLSgNBEOyNrxhfUY9eBhPBU9gN+DgGvHiM4CaBZAmzk95kyOzsMjMrhCXf4MWDIl79IG/+jZPHQRMLGoqqbrq7wlRwbVz32ylsbG5t7xR3S3v7B4dH5eOTlk4yxdBniUhUJ6QaBZfoG24EdlKFNA4FtsPx3cxvP6HSPJGPZpJiENOh5BFn1FjJr3b6XrVfrrg1dw6yTrwlqcASzX75qzdIWBajNExQrbuem5ogp8pwJnBa6mUaU8rGdIhdSyWNUQf5/NgpubDKgESJsiUNmau/J3Iaaz2JQ9sZUzPSq95M/M/rZia6DXIu08ygZItFUSaIScjsczLgCpkRE0soU9zeStiIKsqMzadkQ/BWX14nrXrNu65dPdQrDXcZRxHO4BwuwYMbaMA9NMEHBhye4RXeHOm8OO/Ox6K14CxnTuEPnM8fkJCN0g==</latexit>

X1
<latexit sha1_base64="xvsyrW68uE3XsLx+Ch7+7+P3nkY=">AAAB7HicbVBNS8NAEJ3Ur1q/qh69LLaCp5IU/DgWvHisYNpCG8pmu2mXbjZhdyKU0t/gxYMiXv1B3vw3btsctPXBwOO9GWbmhakUBl332ylsbG5t7xR3S3v7B4dH5eOTlkkyzbjPEpnoTkgNl0JxHwVK3kk1p3EoeTsc38399hPXRiTqEScpD2I6VCISjKKV/GqnX6/2yxW35i5A1omXkwrkaPbLX71BwrKYK2SSGtP13BSDKdUomOSzUi8zPKVsTIe8a6miMTfBdHHsjFxYZUCiRNtSSBbq74kpjY2ZxKHtjCmOzKo3F//zuhlGt8FUqDRDrthyUZRJggmZf04GQnOGcmIJZVrYWwkbUU0Z2nxKNgRv9eV10qrXvOva1UO90nDzOIpwBudwCR7cQAPuoQk+MBDwDK/w5ijnxXl3PpatBSefOYU/cD5/AJIVjdM=</latexit>

X2

<latexit sha1_base64="BbKHOuaYr34y8nj+iPf48zshQco=">AAAB7HicbVBNS8NAEJ3Ur1q/qh69LLaCp5JU/DgWvHisYGqhDWWz3bRLN5uwOxFK6W/w4kERr/4gb/4bt20O2vpg4PHeDDPzwlQKg6777RTW1jc2t4rbpZ3dvf2D8uFRyySZZtxniUx0O6SGS6G4jwIlb6ea0ziU/DEc3c78xyeujUjUA45THsR0oEQkGEUr+dV276LaK1fcmjsHWSVeTiqQo9krf3X7CctirpBJakzHc1MMJlSjYJJPS93M8JSyER3wjqWKxtwEk/mxU3JmlT6JEm1LIZmrvycmNDZmHIe2M6Y4NMveTPzP62QY3QQTodIMuWKLRVEmCSZk9jnpC80ZyrEllGlhbyVsSDVlaPMp2RC85ZdXSate865ql/f1SsPN4yjCCZzCOXhwDQ24gyb4wEDAM7zCm6OcF+fd+Vi0Fpx85hj+wPn8AZOajdQ=</latexit>

X3

<latexit sha1_base64="bSfEHUtFWK/jSvLNFomolUd51xU=">AAAB7HicbVBNS8NAEJ3Ur1q/qh69LLaCp5JU/DgWvHisYGqhDWWznbRLN5uwuxFK6W/w4kERr/4gb/4bt20O2vpg4PHeDDPzwlRwbVz32ymsrW9sbhW3Szu7e/sH5cOjlk4yxdBniUhUO6QaBZfoG24EtlOFNA4FPoaj25n/+IRK80Q+mHGKQUwHkkecUWMlvxr1Lqq9csWtuXOQVeLlpAI5mr3yV7efsCxGaZigWnc8NzXBhCrDmcBpqZtpTCkb0QF2LJU0Rh1M5sdOyZlV+iRKlC1pyFz9PTGhsdbjOLSdMTVDvezNxP+8Tmaim2DCZZoZlGyxKMoEMQmZfU76XCEzYmwJZYrbWwkbUkWZsfmUbAje8surpFWveVe1y/t6peHmcRThBE7hHDy4hgbcQRN8YMDhGV7hzZHOi/PufCxaC04+cwx/4Hz+AKj8jeI=</latexit>

f3

<latexit sha1_base64="emvCNG211fAg4udRm6qzJP5TIcQ=">AAAB7HicbVDLSgNBEOyNrxhfUY9eBhPBU9gN+DgGvHiM4CaBZAmzk95kyOzsMjMrhCXf4MWDIl79IG/+jZPHQRMLGoqqbrq7wlRwbVz32ylsbG5t7xR3S3v7B4dH5eOTlk4yxdBniUhUJ6QaBZfoG24EdlKFNA4FtsPx3cxvP6HSPJGPZpJiENOh5BFn1FjJr0b9erVfrrg1dw6yTrwlqcASzX75qzdIWBajNExQrbuem5ogp8pwJnBa6mUaU8rGdIhdSyWNUQf5/NgpubDKgESJsiUNmau/J3Iaaz2JQ9sZUzPSq95M/M/rZia6DXIu08ygZItFUSaIScjsczLgCpkRE0soU9zeStiIKsqMzadkQ/BWX14nrXrNu65dPdQrDXcZRxHO4BwuwYMbaMA9NMEHBhye4RXeHOm8OO/Ox6K14CxnTuEPnM8fp3eN4Q==</latexit>

f2

<latexit sha1_base64="KWthyi+Gn3HIFzo+UBsEn7kmtLc=">AAAB7HicbVBNS8NAEJ3Ur1q/qh69LLaCp5IU/DgWvHisYNpCG8pmu2mXbjZhdyKU0t/gxYMiXv1B3vw3btsctPXBwOO9GWbmhakUBl332ylsbG5t7xR3S3v7B4dH5eOTlkkyzbjPEpnoTkgNl0JxHwVK3kk1p3EoeTsc38399hPXRiTqEScpD2I6VCISjKKV/GrU96r9csWtuQuQdeLlpAI5mv3yV2+QsCzmCpmkxnQ9N8VgSjUKJvms1MsMTykb0yHvWqpozE0wXRw7IxdWGZAo0bYUkoX6e2JKY2MmcWg7Y4ojs+rNxf+8bobRbTAVKs2QK7ZcFGWSYELmn5OB0JyhnFhCmRb2VsJGVFOGNp+SDcFbfXmdtOo177p29VCvNNw8jiKcwTlcggc30IB7aIIPDAQ8wyu8Ocp5cd6dj2VrwclnTuEPnM8fpfKN4A==</latexit>

f1

<latexit sha1_base64="UX4bncrfYGnygRFVrcqH3jOlIhM=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LLaCp5IU/DgWvHisaGuhDWWznbRLN5uwuxFK6E/w4kERr/4ib/4bt20O2vpg4PHeDDPzgkRwbVz32ymsrW9sbhW3Szu7e/sH5cOjto5TxbDFYhGrTkA1Ci6xZbgR2EkU0igQ+BiMb2b+4xMqzWP5YCYJ+hEdSh5yRo2V7qtutV+uuDV3DrJKvJxUIEezX/7qDWKWRigNE1Trrucmxs+oMpwJnJZ6qcaEsjEdYtdSSSPUfjY/dUrOrDIgYaxsSUPm6u+JjEZaT6LAdkbUjPSyNxP/87qpCa/9jMskNSjZYlGYCmJiMvubDLhCZsTEEsoUt7cSNqKKMmPTKdkQvOWXV0m7XvMuaxd39UrDzeMowgmcwjl4cAUNuIUmtIDBEJ7hFd4c4bw4787HorXg5DPH8AfO5w8twI0G</latexit>

0

<latexit sha1_base64="UX4bncrfYGnygRFVrcqH3jOlIhM=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LLaCp5IU/DgWvHisaGuhDWWznbRLN5uwuxFK6E/w4kERr/4ib/4bt20O2vpg4PHeDDPzgkRwbVz32ymsrW9sbhW3Szu7e/sH5cOjto5TxbDFYhGrTkA1Ci6xZbgR2EkU0igQ+BiMb2b+4xMqzWP5YCYJ+hEdSh5yRo2V7qtutV+uuDV3DrJKvJxUIEezX/7qDWKWRigNE1Trrucmxs+oMpwJnJZ6qcaEsjEdYtdSSSPUfjY/dUrOrDIgYaxsSUPm6u+JjEZaT6LAdkbUjPSyNxP/87qpCa/9jMskNSjZYlGYCmJiMvubDLhCZsTEEsoUt7cSNqKKMmPTKdkQvOWXV0m7XvMuaxd39UrDzeMowgmcwjl4cAUNuIUmtIDBEJ7hFd4c4bw4787HorXg5DPH8AfO5w8twI0G</latexit>

0

<latexit sha1_base64="i0B1MDc1ELmLNRkrsmv6xgj61nU=">AAAB7nicbVBNS8NAEJ3Ur1q/qh69LBbBU0kKfhwLXjxWsB/QhrLZTtqlm03Y3Qgl9Ed48aCIV3+PN/+N2zQHbX0w8Hhvhpl5QSK4Nq777ZQ2Nre2d8q7lb39g8Oj6vFJR8epYthmsYhVL6AaBZfYNtwI7CUKaRQI7AbTu4XffUKleSwfzSxBP6JjyUPOqLFSV09QCOINqzW37uYg68QrSA0KtIbVr8EoZmmE0jBBte57bmL8jCrDmcB5ZZBqTCib0jH2LZU0Qu1n+blzcmGVEQljZUsakqu/JzIaaT2LAtsZUTPRq95C/M/rpya89TMuk9SgZMtFYSqIicnidzLiCpkRM0soU9zeStiEKsqMTahiQ/BWX14nnUbdu65fPTRqTbeIowxncA6X4MENNOEeWtAGBlN4hld4cxLnxXl3PpatJaeYOYU/cD5/ALrvjx8=</latexit>

shell 1

<latexit sha1_base64="OX2PIMMVsMpMDBL2RBz4GJgaEgk=">AAAB7nicbVBNS8NAEJ3Ur1q/qh69LBbBU0kKfhwLXjxWsB/QhrLZTtqlm03Y3Qgl9Ed48aCIV3+PN/+N2zQHbX0w8Hhvhpl5QSK4Nq777ZQ2Nre2d8q7lb39g8Oj6vFJR8epYthmsYhVL6AaBZfYNtwI7CUKaRQI7AbTu4XffUKleSwfzSxBP6JjyUPOqLFSV09QCNIYVmtu3c1B1olXkBoUaA2rX4NRzNIIpWGCat333MT4GVWGM4HzyiDVmFA2pWPsWypphNrP8nPn5MIqIxLGypY0JFd/T2Q00noWBbYzomaiV72F+J/XT01462dcJqlByZaLwlQQE5PF72TEFTIjZpZQpri9lbAJVZQZm1DFhuCtvrxOOo26d12/emjUmm4RRxnO4BwuwYMbaMI9tKANDKbwDK/w5iTOi/PufCxbS04xcwp/4Hz+ALxzjyA=</latexit>

shell 2

<latexit sha1_base64="ehq1KcKCefBWVGEBEc0pOONeZqU=">AAAB7nicbVBNS8NAEJ3Ur1q/qh69LBbBU0kqVY8FLx4r2A9oQ9lsJ+3SzSbsboQS+iO8eFDEq7/Hm//GbZuDtj4YeLw3w8y8IBFcG9f9dgobm1vbO8Xd0t7+weFR+fikreNUMWyxWMSqG1CNgktsGW4EdhOFNAoEdoLJ3dzvPKHSPJaPZpqgH9GR5CFn1Fipo8coBLkalCtu1V2ArBMvJxXI0RyUv/rDmKURSsME1brnuYnxM6oMZwJnpX6qMaFsQkfYs1TSCLWfLc6dkQurDEkYK1vSkIX6eyKjkdbTKLCdETVjverNxf+8XmrCWz/jMkkNSrZcFKaCmJjMfydDrpAZMbWEMsXtrYSNqaLM2IRKNgRv9eV10q5Vvetq/aFWabh5HEU4g3O4BA9uoAH30IQWMJjAM7zCm5M4L86787FsLTj5zCn8gfP5A733jyE=</latexit>

shell 3

<latexit sha1_base64="rGM8hmpzlzCcGHtGcqrdu8CWIX8=">AAAB+nicbVDJSgNBEK1xjXFL9OilMQiewkxwOwa8ePAQwSyQDKGnpyZp0rPQ3aOEMZ/ixYMiXv0Sb/6NnWQOmvig4PFeFVX1vERwpW3721pZXVvf2CxsFbd3dvf2S+WDlopTybDJYhHLjkcVCh5hU3MtsJNIpKEnsO2Nrqd++wGl4nF0r8cJuiEdRDzgjGoj9UvlW/RQDVIk1Pf5XKvYVXsGskycnFQgR6Nf+ur5MUtDjDQTVKmuYyfazajUnAmcFHupwoSyER1g19CIhqjcbHb6hJwYxSdBLE1FmszU3xMZDZUah57pDKkeqkVvKv7ndVMdXLkZj5JUY8Tmi4JUEB2TaQ7E5xKZFmNDKJPmc0bYkErKtEmraEJwFl9eJq1a1bmont/VKvWzPI4CHMExnIIDl1CHG2hAExg8wjO8wpv1ZL1Y79bHvHXFymcO4Q+szx8oVZPn</latexit>

Lebesgue addition
<latexit sha1_base64="cXjNOCGd2WHjv52WLam/tBk6zIE=">AAAB/HicbZDLSsNAFIZP6q3WW7RLN4Ot4KokBS/LgiAuK9haaEKZTKft0MkkzEyEEOqruHGhiFsfxJ1v4zTNQlt/GPj4zzmcM38Qc6a043xbpbX1jc2t8nZlZ3dv/8A+POqqKJGEdkjEI9kLsKKcCdrRTHPaiyXFYcDpQzC9ntcfHqlULBL3Oo2pH+KxYCNGsDbWwK7WPY7FmFN0gzyZU31g15yGkwutgltADQq1B/aXN4xIElKhCcdK9V0n1n6GpWaE01nFSxSNMZniMe0bFDikys/y42fo1DhDNIqkeUKj3P09keFQqTQMTGeI9UQt1+bmf7V+okdXfsZEnGgqyGLRKOFIR2ieBBoySYnmqQFMJDO3IjLBEhNt8qqYENzlL69Ct9lwLxrnd81ayyniKMMxnMAZuHAJLbiFNnSAQArP8Apv1pP1Yr1bH4vWklXMVOGPrM8fPjOT0Q==</latexit>

hF i
<latexit sha1_base64="a1A6oNAoSgc71dygx1KdMd8UeKY=">AAACCHicbVDLSsNAFJ3UV62vqEsXDjaCCylJ8bUsCOKyBfuAJpTJZNIOnSTDzEQsoUs3/oobF4q49RPc+TdO2yy09cCFwzn3cu89PmdUKtv+NgpLyyura8X10sbm1vaOubvXkkkqMGnihCWi4yNJGI1JU1HFSIcLgiKfkbY/vJ747XsiJE3iOzXixItQP6YhxUhpqWceWlYDuohzkTxAV6YR7Lin0A0IUwjeWFbPLNsVewq4SJyclEGOes/8coMEpxGJFWZIyq5jc+VlSCiKGRmX3FQSjvAQ9UlX0xhFRHrZ9JExPNZKAMNE6IoVnKq/JzIUSTmKfN0ZITWQ895E/M/rpiq88jIa81SRGM8WhSmDKoGTVGBABcGKjTRBWFB9K8QDJBBWOruSDsGZf3mRtKoV56Jy3qiWa2d5HEVwAI7ACXDAJaiBW1AHTYDBI3gGr+DNeDJejHfjY9ZaMPKZffAHxucPSQuXjw==</latexit>

Q ⇡
X

X �F

<latexit sha1_base64="CtPJ5uxgAtVtg1BcohvPZJEnu6g=">AAAB7HicbVDLSgNBEOyNrxhfUY9eBhPBU9gN+DgGvHiM4CaBZAmzk9lkyOzsMtMrhCXf4MWDIl79IG/+jZPHQRMLGoqqbrq7wlQKg6777RQ2Nre2d4q7pb39g8Oj8vFJyySZZtxniUx0J6SGS6G4jwIl76Sa0ziUvB2O72Z++4lrIxL1iJOUBzEdKhEJRtFKfrXTd6v9csWtuXOQdeItSQWWaPbLX71BwrKYK2SSGtP13BSDnGoUTPJpqZcZnlI2pkPetVTRmJsgnx87JRdWGZAo0bYUkrn6eyKnsTGTOLSdMcWRWfVm4n9eN8PoNsiFSjPkii0WRZkkmJDZ52QgNGcoJ5ZQpoW9lbAR1ZShzadkQ/BWX14nrXrNu65dPdQrDXcZRxHO4BwuwYMbaMA9NMEHBgKe4RXeHOW8OO/Ox6K14CxnTuEPnM8fjwuN0Q==</latexit>

X0
<latexit sha1_base64="o+4YhRlCWwWMXb63wjdJXXQiwlc=">AAAB7HicbVDLSgNBEOyNrxhfUY9eBhPBU9gN+DgGvHiM4CaBZAmzk95kyOzsMjMrhCXf4MWDIl79IG/+jZPHQRMLGoqqbrq7wlRwbVz32ylsbG5t7xR3S3v7B4dH5eOTlk4yxdBniUhUJ6QaBZfoG24EdlKFNA4FtsPx3cxvP6HSPJGPZpJiENOh5BFn1FjJr3b6XrVfrrg1dw6yTrwlqcASzX75qzdIWBajNExQrbuem5ogp8pwJnBa6mUaU8rGdIhdSyWNUQf5/NgpubDKgESJsiUNmau/J3Iaaz2JQ9sZUzPSq95M/M/rZia6DXIu08ygZItFUSaIScjsczLgCpkRE0soU9zeStiIKsqMzadkQ/BWX14nrXrNu65dPdQrDXcZRxHO4BwuwYMbaMA9NMEHBhye4RXeHOm8OO/Ox6K14CxnTuEPnM8fkJCN0g==</latexit>

X1
<latexit sha1_base64="xvsyrW68uE3XsLx+Ch7+7+P3nkY=">AAAB7HicbVBNS8NAEJ3Ur1q/qh69LLaCp5IU/DgWvHisYNpCG8pmu2mXbjZhdyKU0t/gxYMiXv1B3vw3btsctPXBwOO9GWbmhakUBl332ylsbG5t7xR3S3v7B4dH5eOTlkkyzbjPEpnoTkgNl0JxHwVK3kk1p3EoeTsc38399hPXRiTqEScpD2I6VCISjKKV/GqnX6/2yxW35i5A1omXkwrkaPbLX71BwrKYK2SSGtP13BSDKdUomOSzUi8zPKVsTIe8a6miMTfBdHHsjFxYZUCiRNtSSBbq74kpjY2ZxKHtjCmOzKo3F//zuhlGt8FUqDRDrthyUZRJggmZf04GQnOGcmIJZVrYWwkbUU0Z2nxKNgRv9eV10qrXvOva1UO90nDzOIpwBudwCR7cQAPuoQk+MBDwDK/w5ijnxXl3PpatBSefOYU/cD5/AJIVjdM=</latexit>

X2

<latexit sha1_base64="BbKHOuaYr34y8nj+iPf48zshQco=">AAAB7HicbVBNS8NAEJ3Ur1q/qh69LLaCp5JU/DgWvHisYGqhDWWz3bRLN5uwOxFK6W/w4kERr/4gb/4bt20O2vpg4PHeDDPzwlQKg6777RTW1jc2t4rbpZ3dvf2D8uFRyySZZtxniUx0O6SGS6G4jwIlb6ea0ziU/DEc3c78xyeujUjUA45THsR0oEQkGEUr+dV276LaK1fcmjsHWSVeTiqQo9krf3X7CctirpBJakzHc1MMJlSjYJJPS93M8JSyER3wjqWKxtwEk/mxU3JmlT6JEm1LIZmrvycmNDZmHIe2M6Y4NMveTPzP62QY3QQTodIMuWKLRVEmCSZk9jnpC80ZyrEllGlhbyVsSDVlaPMp2RC85ZdXSate865ql/f1SsPN4yjCCZzCOXhwDQ24gyb4wEDAM7zCm6OcF+fd+Vi0Fpx85hj+wPn8AZOajdQ=</latexit>

X3

<latexit sha1_base64="bSfEHUtFWK/jSvLNFomolUd51xU=">AAAB7HicbVBNS8NAEJ3Ur1q/qh69LLaCp5JU/DgWvHisYGqhDWWznbRLN5uwuxFK6W/w4kERr/4gb/4bt20O2vpg4PHeDDPzwlRwbVz32ymsrW9sbhW3Szu7e/sH5cOjlk4yxdBniUhUO6QaBZfoG24EtlOFNA4FPoaj25n/+IRK80Q+mHGKQUwHkkecUWMlvxr1Lqq9csWtuXOQVeLlpAI5mr3yV7efsCxGaZigWnc8NzXBhCrDmcBpqZtpTCkb0QF2LJU0Rh1M5sdOyZlV+iRKlC1pyFz9PTGhsdbjOLSdMTVDvezNxP+8Tmaim2DCZZoZlGyxKMoEMQmZfU76XCEzYmwJZYrbWwkbUkWZsfmUbAje8surpFWveVe1y/t6peHmcRThBE7hHDy4hgbcQRN8YMDhGV7hzZHOi/PufCxaC04+cwx/4Hz+AKj8jeI=</latexit>

f3

<latexit sha1_base64="emvCNG211fAg4udRm6qzJP5TIcQ=">AAAB7HicbVDLSgNBEOyNrxhfUY9eBhPBU9gN+DgGvHiM4CaBZAmzk95kyOzsMjMrhCXf4MWDIl79IG/+jZPHQRMLGoqqbrq7wlRwbVz32ylsbG5t7xR3S3v7B4dH5eOTlk4yxdBniUhUJ6QaBZfoG24EdlKFNA4FtsPx3cxvP6HSPJGPZpJiENOh5BFn1FjJr0b9erVfrrg1dw6yTrwlqcASzX75qzdIWBajNExQrbuem5ogp8pwJnBa6mUaU8rGdIhdSyWNUQf5/NgpubDKgESJsiUNmau/J3Iaaz2JQ9sZUzPSq95M/M/rZia6DXIu08ygZItFUSaIScjsczLgCpkRE0soU9zeStiIKsqMzadkQ/BWX14nrXrNu65dPdQrDXcZRxHO4BwuwYMbaMA9NMEHBhye4RXeHOm8OO/Ox6K14CxnTuEPnM8fp3eN4Q==</latexit>

f2

<latexit sha1_base64="KWthyi+Gn3HIFzo+UBsEn7kmtLc=">AAAB7HicbVBNS8NAEJ3Ur1q/qh69LLaCp5IU/DgWvHisYNpCG8pmu2mXbjZhdyKU0t/gxYMiXv1B3vw3btsctPXBwOO9GWbmhakUBl332ylsbG5t7xR3S3v7B4dH5eOTlkkyzbjPEpnoTkgNl0JxHwVK3kk1p3EoeTsc38399hPXRiTqEScpD2I6VCISjKKV/GrU96r9csWtuQuQdeLlpAI5mv3yV2+QsCzmCpmkxnQ9N8VgSjUKJvms1MsMTykb0yHvWqpozE0wXRw7IxdWGZAo0bYUkoX6e2JKY2MmcWg7Y4ojs+rNxf+8bobRbTAVKs2QK7ZcFGWSYELmn5OB0JyhnFhCmRb2VsJGVFOGNp+SDcFbfXmdtOo177p29VCvNNw8jiKcwTlcggc30IB7aIIPDAQ8wyu8Ocp5cd6dj2VrwclnTuEPnM8fpfKN4A==</latexit>

f1

<latexit sha1_base64="UX4bncrfYGnygRFVrcqH3jOlIhM=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LLaCp5IU/DgWvHisaGuhDWWznbRLN5uwuxFK6E/w4kERr/4ib/4bt20O2vpg4PHeDDPzgkRwbVz32ymsrW9sbhW3Szu7e/sH5cOjto5TxbDFYhGrTkA1Ci6xZbgR2EkU0igQ+BiMb2b+4xMqzWP5YCYJ+hEdSh5yRo2V7qtutV+uuDV3DrJKvJxUIEezX/7qDWKWRigNE1Trrucmxs+oMpwJnJZ6qcaEsjEdYtdSSSPUfjY/dUrOrDIgYaxsSUPm6u+JjEZaT6LAdkbUjPSyNxP/87qpCa/9jMskNSjZYlGYCmJiMvubDLhCZsTEEsoUt7cSNqKKMmPTKdkQvOWXV0m7XvMuaxd39UrDzeMowgmcwjl4cAUNuIUmtIDBEJ7hFd4c4bw4787HorXg5DPH8AfO5w8twI0G</latexit>

0

<latexit sha1_base64="UX4bncrfYGnygRFVrcqH3jOlIhM=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LLaCp5IU/DgWvHisaGuhDWWznbRLN5uwuxFK6E/w4kERr/4ib/4bt20O2vpg4PHeDDPzgkRwbVz32ymsrW9sbhW3Szu7e/sH5cOjto5TxbDFYhGrTkA1Ci6xZbgR2EkU0igQ+BiMb2b+4xMqzWP5YCYJ+hEdSh5yRo2V7qtutV+uuDV3DrJKvJxUIEezX/7qDWKWRigNE1Trrucmxs+oMpwJnJZ6qcaEsjEdYtdSSSPUfjY/dUrOrDIgYaxsSUPm6u+JjEZaT6LAdkbUjPSyNxP/87qpCa/9jMskNSjZYlGYCmJiMvubDLhCZsTEEsoUt7cSNqKKMmPTKdkQvOWXV0m7XvMuaxd39UrDzeMowgmcwjl4cAUNuIUmtIDBEJ7hFd4c4bw4787HorXg5DPH8AfO5w8twI0G</latexit>

0

<latexit sha1_base64="i0B1MDc1ELmLNRkrsmv6xgj61nU=">AAAB7nicbVBNS8NAEJ3Ur1q/qh69LBbBU0kKfhwLXjxWsB/QhrLZTtqlm03Y3Qgl9Ed48aCIV3+PN/+N2zQHbX0w8Hhvhpl5QSK4Nq777ZQ2Nre2d8q7lb39g8Oj6vFJR8epYthmsYhVL6AaBZfYNtwI7CUKaRQI7AbTu4XffUKleSwfzSxBP6JjyUPOqLFSV09QCOINqzW37uYg68QrSA0KtIbVr8EoZmmE0jBBte57bmL8jCrDmcB5ZZBqTCib0jH2LZU0Qu1n+blzcmGVEQljZUsakqu/JzIaaT2LAtsZUTPRq95C/M/rpya89TMuk9SgZMtFYSqIicnidzLiCpkRM0soU9zeStiEKsqMTahiQ/BWX14nnUbdu65fPTRqTbeIowxncA6X4MENNOEeWtAGBlN4hld4cxLnxXl3PpatJaeYOYU/cD5/ALrvjx8=</latexit>

shell 1

<latexit sha1_base64="OX2PIMMVsMpMDBL2RBz4GJgaEgk=">AAAB7nicbVBNS8NAEJ3Ur1q/qh69LBbBU0kKfhwLXjxWsB/QhrLZTtqlm03Y3Qgl9Ed48aCIV3+PN/+N2zQHbX0w8Hhvhpl5QSK4Nq777ZQ2Nre2d8q7lb39g8Oj6vFJR8epYthmsYhVL6AaBZfYNtwI7CUKaRQI7AbTu4XffUKleSwfzSxBP6JjyUPOqLFSV09QCNIYVmtu3c1B1olXkBoUaA2rX4NRzNIIpWGCat333MT4GVWGM4HzyiDVmFA2pWPsWypphNrP8nPn5MIqIxLGypY0JFd/T2Q00noWBbYzomaiV72F+J/XT01462dcJqlByZaLwlQQE5PF72TEFTIjZpZQpri9lbAJVZQZm1DFhuCtvrxOOo26d12/emjUmm4RRxnO4BwuwYMbaMI9tKANDKbwDK/w5iTOi/PufCxbS04xcwp/4Hz+ALxzjyA=</latexit>

shell 2

<latexit sha1_base64="ehq1KcKCefBWVGEBEc0pOONeZqU=">AAAB7nicbVBNS8NAEJ3Ur1q/qh69LBbBU0kqVY8FLx4r2A9oQ9lsJ+3SzSbsboQS+iO8eFDEq7/Hm//GbZuDtj4YeLw3w8y8IBFcG9f9dgobm1vbO8Xd0t7+weFR+fikreNUMWyxWMSqG1CNgktsGW4EdhOFNAoEdoLJ3dzvPKHSPJaPZpqgH9GR5CFn1Fipo8coBLkalCtu1V2ArBMvJxXI0RyUv/rDmKURSsME1brnuYnxM6oMZwJnpX6qMaFsQkfYs1TSCLWfLc6dkQurDEkYK1vSkIX6eyKjkdbTKLCdETVjverNxf+8XmrCWz/jMkkNSrZcFKaCmJjMfydDrpAZMbWEMsXtrYSNqaLM2IRKNgRv9eV10q5Vvetq/aFWabh5HEU4g3O4BA9uoAH30IQWMJjAM7zCm5M4L86787FsLTj5zCn8gfP5A733jyE=</latexit>

shell 3

<latexit sha1_base64="NutI2+s9u4vnzSftNJ+vAJJydKw=">AAAB+HicbVDLSgNBEJz1GeMjqx69DAbBU9gNvo4BLx6jmAckS5id9CZDZmaXmVklLvkSLx4U8eqnePNvnCR70MSChqKqm+6uMOFMG8/7dlZW19Y3Ngtbxe2d3b2Su3/Q1HGqKDRozGPVDokGziQ0DDMc2okCIkIOrXB0PfVbD6A0i+W9GScQCDKQLGKUGCv13NIdA0GkxI/ABkOje27Zq3gz4GXi56SMctR77le3H9NUgDSUE607vpeYICPKMMphUuymGhJCR2QAHUslEaCDbHb4BJ9YpY+jWNmSBs/U3xMZEVqPRWg7BTFDvehNxf+8TmqiqyBjMkkNSDpfFKUcmxhPU8B9poAaPraEUMXsrZgOiSLU2KyKNgR/8eVl0qxW/IvK+W21XDvL4yigI3SMTpGPLlEN3aA6aiCKUvSMXtGb8+S8OO/Ox7x1xclnDtEfOJ8/w3OTIA==</latexit>

Riemann weights
<latexit sha1_base64="cXjNOCGd2WHjv52WLam/tBk6zIE=">AAAB/HicbZDLSsNAFIZP6q3WW7RLN4Ot4KokBS/LgiAuK9haaEKZTKft0MkkzEyEEOqruHGhiFsfxJ1v4zTNQlt/GPj4zzmcM38Qc6a043xbpbX1jc2t8nZlZ3dv/8A+POqqKJGEdkjEI9kLsKKcCdrRTHPaiyXFYcDpQzC9ntcfHqlULBL3Oo2pH+KxYCNGsDbWwK7WPY7FmFN0gzyZU31g15yGkwutgltADQq1B/aXN4xIElKhCcdK9V0n1n6GpWaE01nFSxSNMZniMe0bFDikys/y42fo1DhDNIqkeUKj3P09keFQqTQMTGeI9UQt1+bmf7V+okdXfsZEnGgqyGLRKOFIR2ieBBoySYnmqQFMJDO3IjLBEhNt8qqYENzlL69Ct9lwLxrnd81ayyniKMMxnMAZuHAJLbiFNnSAQArP8Apv1pP1Yr1bH4vWklXMVOGPrM8fPjOT0Q==</latexit>

hF i
<latexit sha1_base64="Hd4SYpESOlEZcj1mZDphKGXBOjc=">AAACCHicbVDLSsNAFJ3UV62vqEsXDjaCCylJ8bUsCOKyBfuAJpTJZNIOnSTDzEQsoUs3/oobF4q49RPc+TdO2yy09cCFwzn3cu89PmdUKtv+NgpLyyura8X10sbm1vaOubvXkkkqMGnihCWi4yNJGI1JU1HFSIcLgiKfkbY/vJ747XsiJE3iOzXixItQP6YhxUhpqWceWlYDuohzkTxAV6YRvHFPoRsQphDsWFbPLNsVewq4SJyclEGOes/8coMEpxGJFWZIyq5jc+VlSCiKGRmX3FQSjvAQ9UlX0xhFRHrZ9JExPNZKAMNE6IoVnKq/JzIUSTmKfN0ZITWQ895E/M/rpiq88jIa81SRGM8WhSmDKoGTVGBABcGKjTRBWFB9K8QDJBBWOruSDsGZf3mRtKoV56Jy3qiWa2d5HEVwAI7ACXDAJaiBW1AHTYDBI3gGr+DNeDJejHfjY9ZaMPKZffAHxucPSEWXjw==</latexit>

Q ⇡
X

F �X

Figure 5. Riemann and Lebesgue.

Objects drawn randomly in proportion to w then give a usefully compact representa-
tion of shape p(x) as a set of equally weighted locations. These introductory locations can
be used to seed standard Metropolis MCMC exploration if more samples are wanted.

7. Programming

It may be assumed that the user has, through some such method as importance weight-
ing, already extracted from the original problem whatever structure is analytically available
so that the remaining numerical task is reduced as far as reasonably possible. Nested
sampling is then to be employed for compressing through the remaining information H.

The following is the minimal skeleton program for nested sampling:

INITIALISE (Figure 6 left)
1: Set N and allocate (x, F) for N objects Stored ensemble 0, 1, . . . , N−1
2: X = 1 Initialise volume
3: f = 0 Initialise lower bound
4: Q = 0 Initialise quantity Q
5: for i = 0, 1, . . . , N−1 Initialise ensemble . . .
6: Fi = F(xi uniform) . . . with random locations xi

ITERATE (Figure 6 right, ∆ξ ≡ ξ − ξprevious)
7: until( terminate ) Iterate until termination
8: f = min(F0, F1, . . . , FN−1) Update lower bound f
9: ∆Q = X × ∆ f Update Q (Figure 5 right, lower)

10: M = N Initial membership = retained storage
11: for i = 0, 1, . . . , N−1 randomly For each stored object, . . .
12: while( Fi equals f ) . . . keep trying again until out of shell

OUTPUT (xi, F(xi)) and M
13: Fi = F(xi uniform in F ⩾ f ) Replace (xi, F(xi)) in F ⩾ f
14: ∆ log X = log γ(M) Compress.
15: ∆M = 1 Increment core+shell membership

TERMINATE
OUTPUT each (xi, F(xi)) and ∅

16: f = mean(F0, F1, . . . , FN−1) Final ensemble.
17: ∆Q = X × ∆ f Update Q (Figure 5 right, top)
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The output forms the nested sampling trajectory, both pre- and post-termination, with
each location x representing its shell of volume ∆X having values at or around F(x), and
compression defined by M with core size N. The compression ratio γ(M) in line 14 can
be either the probabilistic estimate Beta(M, 1) (4) or the approximating logarithmic mean
value e−1/M (8).

1

<latexit sha1_base64="TJRuRkpckBLoUR491g1vy2YBybM=">AAAB6nicbVDLTgJBEOzFF+IL9ehlIph4IrskKkcSLx4xyiOBDZkdemHC7OxmZtaEED7BiweN8eoXefNvHGAPClbSSaWqO91dQSK4Nq777eQ2Nre2d/K7hb39g8Oj4vFJS8epYthksYhVJ6AaBZfYNNwI7CQKaRQIbAfj27nffkKleSwfzSRBP6JDyUPOqLHSQzks94slt+IuQNaJl5ESZGj0i1+9QczSCKVhgmrd9dzE+FOqDGcCZ4VeqjGhbEyH2LVU0gi1P12cOiMXVhmQMFa2pCEL9ffElEZaT6LAdkbUjPSqNxf/87qpCWv+lMskNSjZclGYCmJiMv+bDLhCZsTEEsoUt7cSNqKKMmPTKdgQvNWX10mrWvGuK1f31VK9lsWRhzM4h0vw4AbqcAcNaAKDITzDK7w5wnlx3p2PZWvOyWZO4Q+czx+CNo1E</latexit>

f

<latexit sha1_base64="xCDT5L4WxdLAMBxj7mnq6mVhDNA=">AAAB+HicbVBNSwJRFL1jX2YfTrVs80iDVjIjVC6FIFoapAY6yJvnHX345qP33gQm/pI2LYpo209p17/pqbMo7cCFwzn3cu89fiK40o7zbeXW1jc2t/LbhZ3dvf2ifXDYUnEqGTZZLGJ571OFgkfY1FwLvE8k0tAX2PZHVzO//YhS8Ti60+MEvZAOIh5wRrWRenaxfE26A3xQgkaaBOWeXXIqzhxklbgZKUGGRs/+6vZjloYYaSaoUh3XSbQ3oVJzJnBa6KYKE8pGdIAdQyMaovIm88On5NQofRLE0pRZP1d/T0xoqNQ49E1nSPVQLXsz8T+vk+qg5k14lKQaI7ZYFKSC6JjMUiB9LpFpMTaEMsnNrYQNqaRMm6wKJgR3+eVV0qpW3IvK+W21VK9lceThGE7gDFy4hDrcQAOawCCFZ3iFN+vJerHerY9Fa87KZo7gD6zPH0kNki4=</latexit>

F > f

Figure 6. (left) set prior object by MC; (right) generate new object by MCMC.

The program’s overt purpose is to accumulate the quantity Q according to Lebesgue
summation (7). This accumulation is parasitic upon nested exploration which is driven
only by ranking of quality, so that arbitrary monotonic quantities Θ =

∫
X( f ) dθ( f ) could

be accumulated consistently at the same time.
Apart from the procedure for evaluating F(x), the program requires three inputs from

the user.

A: A Monte Carlo procedure for a random x uniformly distributed over the original unit
volume (Figure 6 left), used in line 6.

B: A procedure for generating a new x uniformly distributed within the current constraint
F(x) ⩾ f , used in line 13. In practice, this will be a Markov chain (MCMC) procedure
seeded at a random member of the current ensemble and exploring the constrained
volume with moves obeying detailed balance (Figure 6 right). Note that these moves
are not modulated by F, except that destinations below f are prohibited. Geometrical
properties of an application may assist construction of the MCMC procedure, as
when ellipsoidal domains are constructed around the walkers in suitably smooth
applications in suitably restricted dimension ([5] etc.), but nested sampling itself is not
dependent on geometry or topology or continuity or differentiability or convenient
shapes. It is for the user to program a suitable procedure for the application in hand.
Or fail in the attempt.

C: A termination criterion, needed in line 7. There is no universally valid criterion because
numerical experimentation alone can never exclude the possibility of high values
in unreached locations which could render termination premature. Your author’s
default criterion is to terminate when H, which can be accumulated through ∆(QH +
Q log Q) = X ∆( f log f ), appears to have stopped increasing significantly, indicating
that most of the relevant structure has likely been found.

Lines 1–6 of the program are straightforward initialisation of a random N-object
ensemble.

Lines 7–15 are the iterative loop. On entry, the ensemble has N core objects. The
bounding (lowest) value f is appropriately increased (line 8) and Q updated (line 9). At
least one object then lies on the new boundary with F = f (the new shell), with the others
in the diminished core F > f . The aim is to add new randomly located objects until the
core has again built up to N, following which the shell can be discarded (or, more usefully,
output as the trajectory).

Whenever a shell object is discovered within the N-object stored ensemble (Lines 11 and 12),
it is written out to the trajectory to make room for a new random location. When that new
location is generated (Line 13), it is included in the extended membership M (line 15). Mean-
while, the corresponding 1-in-M contribution to compression is incorporated in Line 14.



Phys. Sci. Forum 2023, 9, 22 7 of 8

This loop (Lines 11 to 15) ends when the new location falls into the now-more-populated
core. The iterate ends when every stored object is in the core, with every shell object having
been written to the trajectory (c = N, s = M−N).

Compression could be programmed using a single ratio γ = Beta(c, s) (Equation (4))
just before Line 9 to discard the whole shell in one go. However, it is better to use the indi-
vidual steps shown in Line 13. That is equivalent to grouped compression, and Beta(M, 1)
is quick to compute.

Beta(c, s) =
c+s−1

∏
k=c

Beta(k, 1) , Beta(k, 1) =
(
Uniform(0, 1)

)1/k . (10)

Lastly, if the program has been properly terminated with the bulk of the structure found, the
contribution of the final ensemble (Lines 16 to 17) will be negligible and could be omitted.

Because of the dynamic range inherent in large problems, the skeleton program as
written is susceptible to computer over/underflow. Therefore any useful implementation
should store X, F, Q, w as logarithms.

A professional refinement is to track several chains of Beta-distributed compressions
in line 14 to obtain the distribution of Q. Production of a nested sampling trajectory {x, F}
was statistical, so its interpretation ought also to be statistical.

8. Convergence

There has been a view in the community [6,7] that interest lies in, and convergence
should be proved for, Q rather than log Q. That view is a relic of bygone concentration on
small problems—misleading nowadays because the extremely heavy-tailed distribution
of Q in applications of appreciable size requires excessive resources to decrease δQ below
Q. As mentioned below (6), it is variation in log Q that matters, even if that residual
uncertainty allows orders of magnitude of uncertainty in Q.

In most practical applications, a run can be continued until compression has scanned
through most of the posterior distribution, as indicated by flattening off of H as it rises
toward its presumed final value. In such cases, rms convergence of log Q proceeds as the
usual statistical inverse-square-root O(n−1/2), where n ≳ cH is the number of iterative
steps as in (9). That fact can be demonstrated by observing that the number of iterates n
required to compress volume from 1 to X is a Poisson distribution with mean −c log X,
which consequently has inverse-square-root uncertainty. The compression − log X inferred
from n is then exponential with mean n/c, with that same inverse-square-root uncertainty.
The overall effect is then inverse square root as stated.

Incidentally, the behaviour of nested sampling depends on the prior-to-posterior
information H, which can be unrelated to dimension. Dimension, which is a geometrical
construction, is not part of nested sampling. Applications need not even have a dimension.

Exceptionally, there may be a localised but important quality peak hiding beyond
termination and yielding substantial or even dominant termination error. It was shown
in [8] that termination error is controllable if H can be bounded above. Resources can
then be adjusted to yield convergence as O(n−1/4). Of course, the information H is always
bounded in any practical application: the question would be how to define a convincing
upper limit.

Those analyses assumed that the ensemble size was held constant, with implicitly unit
shells s = 1 surrounding a constant core size c. But, in discrete applications, plateaus of
constant quality F may necessitate larger shells, which require extra resources to traverse.
Indeed, Mother Nature can supply arbitrarily challenging problems, to which we have no
general answer.

Ultimately, finding a 1-in-e−H posterior domain may require eH exploratory samples,
thus defeating the enterprise. Numerical exploration will never be able to find a flagpole in
the Atlantic Ocean.
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