
����������
�������

Citation: Sawicka, B.; Barbaś, P.;
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Abstract: The conducted research is of particular importance for the country’s food security in the
context of climate change in Southeastern Poland. The aim of the research was to determine the
influence of climate on the variability of the appearance and the rate of spread of potato blights as
the main factor limiting the potato yield in the conditions of Central and Eastern Europe. Combined
statistical and simulation modeling methods were used. A mixed effect model was used to detect
the effects of temperature, humidity, rainfall and wind speed on potato yield, and partial regression
analysis models were used. The natural, agricultural and economic conditions in terms of suitability
for potato cultivation were assessed, and factors influencing the fluctuation of the cultivated acreage,
yield and harvesting of potatoes were identified. The forecast was based on empirical data from
2000 to 2019. It has been proven that potato cultivation in Southeastern Poland is more vulnerable
to climate change than in the rest of the country. The results obtained from analyzing multi-annual
results can help policymakers to develop strategies to increase the stability of future potato production
and the safety of the crop. This will enable the better use of generated data and methodological
approaches to analyze the role of climate, both on a regional and global scale.

Keywords: drought; explorations; forecasting models; food security; food access; late blight; potato
production; rainfall; stress; cultivars temperature yield

1. Introduction

Climate change is one of the most important issues in science today. It is also an
extremely complex and multidisciplinary aspect [1,2]. Climate change is a general threat to
food production. The two regions of the world with the highest growth due to malnutrition
(PoU) are Asia (418 million) and Africa (282 million people affected by hunger) in 2020 [2,3].
Food insecurity is growing steadily around the world, especially in the African region.
Severe global food insecurity is witnessing a huge increase from 8.3% (605 million) in 2014
to 11.9% (928 million) in 2020 [4]. Yields of wheat, maize and other crops are slowing in
many countries due to extreme heat, severe weather conditions and droughts [1]. According
to some estimates, in the absence of effective adaptation, global yields could fall by as much
as 30% by 2050. Global warming, according to the FAO [2], will lead to rising costs of bread,
market shocks and political unrest. In recent years, climate change in many countries of
the world has been associated with food insecurity, especially in developing countries; for
example, this is observed in many African countries such as Nigeria, Senegal, Guinea and
others [4]. Serious food insecurity problems also exist in many developed countries in
Europe and North America, particularly in some rural areas away from major urban centers.
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In these areas, human populations may be unsecured from the food side, as this population
is usually poor [3,4]. Reducing precipitation will strengthen the desertification process,
mainly in the outskirts of the Sahara and Southern Africa. In the case of Asia, climate
change will affect the diversification of the production potential of agriculture in individual
countries. The most unfavorable changes will occur in poor countries, especially in the
coastal areas of the monsoon zone. Rising sea levels will flood some farmlands and worsen
the availability of fresh water [3,4]. Kulig et al. [5] and Ziernicka-Wojtaszek [6,7] point out
that if the warming trend continues, significant changes in the structure of crops may also
occur in Europe, especially in Southeastern Europe, including Poland. For example, on
the one hand, it will be possible to introduce plants with increased thermal requirements
(maize, sugar sorghum, sweet potato and grapevine) on a larger scale, and on the other
hand, the acreage and yields of certain agricultural cultures will be significantly reduced.
These climate changes can have a serious impact on food production and have the potential
to limit the production of staple food raw materials, such as potatoes [5,8,9]. The temperate
climate zone in which Europe is located shows the greatest variation in climatic conditions
among all zones. It distinguishes a group of cool climates and a group of warm climates,
including maritime, transitional and continental climates. Due to the favorable conditions
for agriculture, this zone is the food basin of the world. Strong warming has been observed
in the last three decades. Central Europe, including Poland, is also experiencing this. The
forecasts for Poland also predict further warming, as well as changes in the spatial and
seasonal distributions as well as the amount of precipitation. However, climate models
do not agree on the direction of these changes. Rainfall in Poland is expected to decrease
in summer (it depends on the model) and increase in winter. Consequently, there is still
considerable uncertainty about the likely impact of climate change on Poland’s water
resources. In general, changes in thermal characteristics, precipitation and air humidity
will have an impact on changes in water balance and, thus, on the productivity of crops and
the country’s food security. Due to the insufficient consistency between climate models,
the scope of changes may differ depending on the model and biotic and abiotic factors.
Climate change trends in Poland, in terms of temperature, precipitation and relative
humidity, in the southeastern part of Poland based on global the scenarios for climate
and emissions (according to IPCC AR5) are presented in the studies by Kulig et al. [5],
Ziernicka-Wojtaszek [6,7] and Mezghani et al. [10]. In general, all climate models show a
systematic upward trend average air temperature, both in the short term and as well as
the future. Significant regional differences between simulations and seasons were found.
However, some simulations were not very good at recreating the temperature gradient
from the northwest to the southeast of Poland. This applies, inter alia, to the topographic
influence of the mountains in the south of the country, which can be seen, for example,
in orographic and convective rainfall [10]. Data from a common subset of global climate
models show greater changes in precipitation and less warming than the average based on
the full set of GCM models. This means that the predictions based on a subset of global
climate models used in Poland cover a limited range of possible climate change, compared
to the entire set of GCMs. This is especially true of air temperature, while in the case of
precipitation there is almost the same range of variation. Total rainfall is likely to increase
by 2035, then changes will stabilize and will be approximately + 6% by the end of the
21st century. In the study of climate change, apart from the course of precipitation and air
temperatures, it is also analyzed [7,10]. The average daily value of the Humidex Thermal
Discomfort Index, which combines the influence of temperature and air humidity. High
values of this index may affect the feeling of thermal discomfort even in healthy people,
worsening the health of people suffering from heart and circulatory system diseases, and
may accelerate the outbreak of fungal diseases, including potato blight epidemics, and
affect the rate of its spread [5,10,11]. However, there is a well-founded fear that with
the increase in sensitive meteorological data and the effects of these changes, the risk of
unfavorable climate changes in the region of Central and Eastern Europe may begin to



Climate 2022, 10, 57 3 of 26

increase again, which may be particularly conducive to the spread of dangerous potato
diseases [5,11–13].

The impact of climate change on Polish agriculture was studied by focusing on the
potato, assessing the unfavorable growing conditions in the time horizon of 2000–2019.
Among the many pests that attack potato crops in almost all regions of the world, potato
blight (Phytophthora infestans Mont de Barry) dominates, a fungus-like organism that is
responsible for the most dangerous disease in potato plantations and was responsible for
the famine in Ireland in 1843–45 and continues to cause worldwide devastation with respect
to potatoes. Moreover, this disease reappears in the form of different genotypes and causes
huge losses in potato yields [11–13]. Its harmfulness consists in destroying the aerial parts
of plants, which in turn results in a reduction in the assimilation area and, thus, the quantity
and quality of the yield of progeny tubers. The development of the disease is closely related
to the meteorological conditions in potato plantations. The disease develops most rapidly
in conditions of high humidity (prolonged rainfall or long-lasting fog) and air temperatures
between 12 and 18 ◦C. In such favorable conditions, if chemical protection is not applied,
up to 10% of the assimilation area of potato plants can be destroyed daily—while the
destruction of more than 50% of leaves and stems stops the accumulation of tuber yield
under the bush. Crop losses on unprotected plantations in Europe reach 70–80%. In some
years, the disease appears on plantations very early, even in May. If the meteorological
conditions accompanying primary infections are favorable for the development of this
disease, then we are dealing with very early epidemics of potato blight and the premature
destruction of tops across the field, which significantly affects the size and quality of the
crop. In the case of very early infections, potato yield losses may reach even 100%, which
directly threatens the country’s food security [13–16]. The occurrences and intensities of
P. infestans on the aerial parts of plants and then on tubers are strictly dependent on the
meteorological conditions and the source of the pathogen in the field. The periods of
increased air humidity, caused by long rains or long morning mists or dews (RH > 90%)
and low temperatures (approx. 15 ◦C), favor the development of the pathogen causing
potato blight. If this type of humid weather persists for several days in June or early July,
massive plant contamination can be expected. Under such conditions, P. infestans spores
turn into zoosporangia, containing 6–16 tidal spores, which are easily released into the
environment, causing massive plant infections and resulting in a high reduction in tuber
yield [16]. Lower humidity and air temperatures above 18 ◦C contribute to P. infestans
spores directly by germinating and infecting neighboring plants.

The further development of this pathogen is not only the most intense at temperatures
above 20 ◦C but also at increased ambient humidity. Under such conditions, potato
cultivation may be destroyed by P. infestans within a week, and in extreme cases, even
within 2–3 days. The pathogen’s spores can spread with wind or rain for a distance of
even several dozen kilometers, which facilitates the immediate spread and spread of this
disease [17,18]. The harmfulness of potato blight is related both to the decrease in the
yield obtained and to the direct infection of tubers. The reduction in the yield is the result
of the disease destroying the above-ground part (assimilating surface), leading to the
inhibition of tuber growth, which directly threatens the food security of the country’s
inhabitants [10,15,16].

It is possible to estimate the risk of a decrease in potato yields as a result of potato
blight (Phytopthora infestans Mont de Bary), which is the reason for a significant drop in the
yield on the basis of historical data [8]. The rarity of unfavorable meteorological phenomena
and the short period of their recording, however, may not capture the real risk [5]. One way
to solve this problem is to simulate the values of air temperature and humidity, rainfall and
wind speed to obtain a broader picture of the risk of this disease, which can significantly
reduce potato yields.

The 1996 World Food Summit established that food security exists when all people,
at all times, have physical and economic access to sufficient, safe and nutritious food that
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meets the nutritional needs and preferences of an active person and a healthy lifestyle [1,2].
This widely accepted FAO definition identifies the following pillars of food security:

− Food availability refers to the availability of a sufficient quantity of food of appropri-
ate quality, either domestically produced or imported (including food aid). What is
particularly important is the access to food as a result of sudden shocks (e.g., economic
crisis, refugee or climate crisis) or cyclical events (e.g., seasonal food insecurity),

− Access to food means the availability of natural persons to adequate food resources;
entitlements to acquire a sufficient amount of food for the preparation of a nutritious
diet. Powers are defined as the collection of all commodity packages over which an
individual can establish command, taking into account the legal, political, economic
and social patterns of the community in which he lives (including traditional rights
such as access to shared resources),

− Utilization means using food through an appropriate diet, clean water, proper sanita-
tion and health care in order to achieve a state of good nutrition in which all human
physiological needs are met. This also underlines the high importance of non-food
inputs for food security,

− Stability means that people must have access to appropriate food at all times in order
to ensure food security for the entire public, for households or for an individual person.
People should not risk losing their health. The concept of stability can, therefore, refer
to both the dimensions of accessibility and access to food security [2,3].

Food uncertainty is likely to deteriorate drastically in many situations and in many
countries, especially in Central and Eastern Europe, in the near future [1,3,4]. According to
FAO [1], the main factors driving the food crisis include armed conflicts usually followed
by extreme weather conditions and climate variability.

Potato production is related to food safety and food security. Several different aspects
of food security have been developed in recent years. Food security can not only be
considered in various aspects—international and national—but also from the point of view
of the household. In the international dimension of food security, the need to combat
hunger is indicated [3,4], where food is perceived in terms of a public good. On the other
hand, in the national dimension, the emphasis is on the appropriate institutional policy.
The aim is for each country to improve its own food law, making the idea of food security
a reality.

Hence, the aim of the study was to find the relationship between climate change in
Southeastern Poland and the threat to the safety of the potato crop as the basic food raw
material [11,12,18]. On this basis, an alternative research hypothesis has been formulated,
which assumes that the earlier forecasts of the potential impact of adverse climate changes
conducive to the outbreak of P. infestans and the development of this pathogen may allow
emergency managers who plan ahead for the occurrence of high risk to prioritize conserva-
tion measures plants and save the yield, in view of the null hypothesis that these activities
do not affect the outbreak of the epidemic and cannot prevent a decrease in potato yields
due to the development of P. infestans.

2. Material and Methods

For the purpose of the work, meteorological data from the experimental stations
of the Central Research Center for Cultivated Plants in Southeastern Poland and some
selected data from the meteorological stations of the Institute of Meteorology and Water
Management (IMGW) in the province of Podkarpackie from 2000 to 2019 were used.
Statistical data were also used, such as the following: cultivation area, yields and crops
of potatoes (WUS). In addition, the research was based on our own observations and
monitoring of potato blight in the years 2000–2019.
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2.1. Climatic Conditions

The climate of Podkarpacie is transitional between oceanic and continental climates. It
has 3 climatic zones: lowland, submontane and mountain. Average annual temperatures
range from 8.3 to 9.5 ◦C. Annual rainfall ranges from 600 to 1000 mm [19].

2.2. Soil Conditions

The area of Southeastern Poland is characterized by high soil variability, which is
related to the very diverse topography. The northern part is flat, and the southern part
is mountainous. In lowland agricultural areas, there are mainly fallow and brown soils
made of sands, loams, loams and silt deposits. Acidified soils (66%) prevail in this area,
including soils that are very acidic 35%, acid 31%, slightly acid 20%, neutral and alkaline
14%. Regardless of the parent rock type and grain size composition, the acidification
level is similar (high) both in the northern and southern parts of the voivodeship. Most
soils with a pH below 5.5 (very acidic and acidic) are found in the following districts:
Bieszczadzki, Brzozowski, Dębicki, Kolbuszowski, Leski, Niski and Sanocki (72–91%). The
state of soil abundance in available macroelements and microelements is related to the
geochemical composition of the soil, but at the same time, it is an indicator of the level of
plant production. As much as 54% of agricultural soils in the voivodship show a deficit
of phosphorus. The greatest deficiency of assimilable phosphorus is found in the soils of
mountain areas (Bieszczady, Leski, Jasielski, Krośnieński and Sanocki counties) at 78–90%
and soils from the Niski and Stalowa Wola counties. Very low and low K2O contents
are shown in 45% of the studied soils (in the following districts: Bieszczadzki, Dębicki,
Kolbuszowski and Niżański). Seventy-five percent of agricultural land has a satisfactory
magnesium content, and only twenty-five percent has a very low and low content. In
the northern part of this area of Poland, fawn and brown whitewashed soils formed from
water–glacial deposits are dominant. In the central part, there is a predominance of less
than brown and leached soils made of sands and tills and brown soils formed from loess
and loess-like formations, and the southern part is dominated by acidic brown soils and
leached from flysch rocks [20].

2.3. Meteorological Conditions

Meteorological data for the years 2000–2019 were obtained from the meteorological
stations at the Variety Assessment Experimental Plants belonging to the Central Research
Center for Cultivated Plants (Dukla, Nowy Lubliniec, Przecław and Skołoszów), in the
region of Southeastern Poland and from the Agrometeorological Bulletins of the Institute of
Meteorology and Water Management [21]. The CLIMGEN model [22] was used to analyze
the data.

The station in Dukla (49◦33′ N, 21◦41′ E) is located in the southwestern part of the
Podkarpackie Province at an altitude of 324 m above sea level, with an average annual
temperature of 7.3 ◦C and annual rainfall of 887 mm. Unlike other stations, it was charac-
terized by high rainfall throughout the growing season. The highest amount of rainfall was
recorded there in 2001 (830 mm) and the lowest in 2008 (476 mm) (Table 1).

The warmest year was 2008, with an average air temperature of 15.0 ◦C, while the
coldest one was 2005 with an average air temperature of 13.2 ◦C. All the years were wet,
and the hydrothermal coefficient oscillated between 3.1 and 1.7. Optimal hydrological and
meteorological conditions occurred only in 2007 [24,25] (K = 1.3).
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Table 1. Descriptive statistics of average air temperature, precipitation totals and the hydrothermal coefficient of Sielianinov in 2000–2019 according to COBORU
meteorological stations in Dukla, Nowy Lubliniec Przecław and Skołoszów for the potato vegetation period (April–September).

Specification 20
00

20
01

20
02

20
03

20
04

20
05

20
06

20
07

20
08

20
09

20
10

20
11

20
12

20
13

20
14

20
15

20
16

20
17

20
18

20
19

Average air temperature

Mean 15.2 15.0 14.7 15.6 15.2 14.0 14.6 15.3 15.7 14.6 15.3 15.1 16.1 15.3 15.4 15.1 15.9 15.7 15.7 17.0
Median 16.4 16.3 14.7 16.9 17.2 15.2 15.0 15.6 18.1 16.9 16.9 17.4 18.0 17.0 17.5 16.8 17.5 17.2 17.3 16.8
Stand.

deviation 3.8 2.9 4.1 4.5 4.5 3.8 3.6 3.9 4.3 3.8 4.1 4.5 4.2 3.9 3.9 3.8 4.2 3.4 3.9 2.7

Kurtosis −1.1 −1.4 −0.9 −0.6 −0.2 −1.3 −0.5 −0.8 −1.0 −1.1 −0.8 −1.4 −1.5 −0.6 −1.3 −0.9 −0.9 −1.0 −1.0 −1.3
Skewness −0.4 −0.4 −0.3 −0.8 −1.1 −0.4 −0.6 −0.3 −0.7 −0.6 −0.6 −0.5 −0.3 −0.8 −0.6 −0.6 −0.6 −0.6 −0.6 −0.1

Range 11.5 8.4 13.0 13.9 13.5 10.8 11.9 13.1 12.2 11.6 12.3 12.2 12.1 11.3 10.6 11.3 12.9 10.3 11.6 8.4
Minimum 8.8 10.7 7.4 7.1 6.1 7.6 7.9 8.4 8.0 7.9 8.1 7.9 9.3 8.0 8.8 8.1 8.4 9.7 8.8 12.4
Maximum 20.3 19.1 20.4 21.0 19.6 18.4 19.8 21.5 20.2 19.5 20.4 20.1 21.4 19.3 19.4 19.4 21.3 20.0 20.4 20.8

V (%) 24.8 19.1 27.9 28.5 29.7 26.8 24.4 25.3 27.6 25.7 26.8 29.6 26.0 25.3 25.3 25.3 26.7 21.6 25.0 16.1

Sum of rainfall

Mean 78 82 102 78 63 82 77 72 71 79 73 89 71 66 68 77 66 66 80 71
Median 73 72 90 67 61 65 74 75 54 73 72 93 54 73 66 75 75 56 83 83
Stand.

deviation 30 54 55 45 35 54 36 50 43 31 29 40 51 24 42 21 32 37 31 35

Kurtosis 0 1 6 7 2 3 −1 3 0 −1 −1 0 1 0 −1 0 −1 2 −1 −1
Skewness 1 1 2 2 1 1 0 1 1 0 0 −1 1 1 1 1 −1 2 −1 0

Range 111 188 252 214 154 230 138 223 156 108 105 145 178 96 132 79 107 143 108 115
Minimum 37 19 40 25 10 19 11 7 19 28 20 6 19 33 18 43 8 24 21 16
Maximum 148 207 292 239 164 249 149 230 175 136 125 151 197 129 150 122 115 167 129 131

V (%) 39 66 54 57 56 66 47 69 61 40 40 45 72 37 63 27 48 55 38 48

HCH *

Mean 1.9 1.8 2.4 1.7 1.5 1.9 1.8 1.6 1.5 1.9 1.5 1.9 1.6 1.4 1.5 1.7 1.5 1.4 1.7 1.3
Median 1.6 1.7 2.2 1.6 1.4 1.7 1.7 1.4 1.2 1.8 1.6 1.8 1.4 1.4 1.5 1.6 1.5 1.4 1.7 1.3
Stand.

deviation 1.0 1.0 1.1 0.7 0.8 0.9 0.7 0.9 1.1 0.7 0.4 1.0 1.2 0.5 0.8 0.4 0.6 0.6 0.7 0.5

Kurtosis 3.7 0.1 0.1 1.4 −0.1 3.1 −0.2 4.9 3.5 0.4 1.0 0.1 3.3 0.6 −1.1 −0.1 0.5 −0.0 −0.1 −0.5
Skewness 1.7 0.7 0.8 0.8 0.5 1.3 0.2 1.4 1.9 0.5 −0.6 0.6 1.8 0.6 −0.0 0.8 −0.8 0.7 0.0 0.3

Range 4.2 3.7 4.1 3.1 3.1 4.2 3.2 4.8 4.6 3.0 1.9 3.9 5.1 1.8 2.4 1.4 2.5 2.5 2.8 2.2
Minimum 0.7 0.3 0.9 0.6 0.2 0.5 0.3 0.2 0.5 0.5 0.5 0.2 0.3 0.7 0.3 1.2 0.1 0.4 0.3 0.4
Maximum 4.9 4.1 5.0 3.7 3.2 4.8 3.4 4.9 5.1 3.5 2.4 4.1 5.4 2.5 2.7 2.6 2.6 2.9 3.1 2.6

V (%) 51.1 52.3 45.0 40.9 51.7 47.9 42.0 60.0 72.1 38.9 28.2 50.3 76.9 31.4 51.8 21.7 43.6 45.0 38.8 41.8

* HTC—Hydro-thermal Coefficient of Sielianinov expressed as the quotient of the monthly sum of atmospheric precipitation and the sum of average daily air temperatures in a given
decade or month for the period in which the average daily temperature exceeds 10 ◦C [23].
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The station in Nowy Lubliniec (50◦17′ N 23◦05′ E) is located at an altitude of 217 m
above sea level and is characterized by an average annual air temperature of 7.3 ◦C and a
total rainfall of 665 mm (Table 1). The average long-term air temperature in Nowy Lubliniec
ranged from 13.8 ◦C in 2005 to 15.5 ◦C—in 2003. The highest amount of rainfall occurred in
July 2003 and amounted to 239 mm, while the lowest value of this feature was recorded
in 2006—11 mm (Table 2). The sum of atmospheric precipitation in the analyzed years
ranged from 563 mm in 2000 to 352 mm in 2006. The hydrothermal index ranged from
1.2 to 2.2, with the optimal years being 2007–2008, while they were wet for the remaining
years [24,25] (Table 1).

Table 2. Statistical characteristics dependent and independent variables.

Traits Y X1 X2 X3 X4 X5

Minimum 16.9 1.42 16.01 14.31 23.52 0.61
Maximum 29.0 17.5 19.62 19.63 133.1 3.52

Median 18.15 11.32 18.03 15.6 67.02 1.94
Mean 22.96 9.46 17.96 16.97 78.31 2.07

Standard
deviation 3.66 2.17 0.98 0.89 22.12 0.65

Skewness 0.06 −1.81 −0.15 2.34 0.42 0.25
Kurtosis −1.33 12.52 −0.99 10.56 1.12 0.11

Coefficient of
variation V [%] 15.95 22.94 5.46 5.24 28.25 31.41

Y—yield; X1—temperature of the April–May; X2—temperature of June–July; X3—temperature of
August–September; X4—rainfalls of April–September; X5—indicators of hydrothermal of April–September.

The meteorological station in Przecław, located in the northern part of the region
(53◦22′ N; 14◦28′ E), at an altitude of 185 m above sea level, was characterized by different
meteorological conditions and characterized by an average temperature of 8.1 ◦C and
annual rainfall in the amount of 644 mm. The warmest year in this region was 2008, with
an average temperature of 8.7 ◦C. In 2004, the temperature and precipitation conditions
during the potato growing season were optimal (K = 1.2). Most of the years analyzed were
wet, with the index ranging from 1.3 to 1.9. The highest amount of rainfall in the April-May
period was recorded in 2001 (523 mm), and the lowest in 2004 [24,25] (326 mm) (Table 1).

According to the weather station in Skołoszów (49◦55′ N 22◦48′ E), located at an
altitude of 204 m above sea level, the average annual air temperature was 8.3 ◦C, and the
annual rainfall was 667 mm. The warmest year was 2018, and the average air temperature
in the period from April to September was 17.0 ◦C, while the coldest was 2005, with an
average temperature of the growing season of 14.0 ◦C. The lowest amount of precipitation
during the vegetation period was recorded in 2004 (297 mm), and the highest was recorded
in 2002 (591 mm). The least favorable distribution of precipitation took place in 2008. The
years 2000, 2003 and 2008 can be described as quite dry, 2005–2007 can be descripted as
optimal, 2008 can be described as quite humid and 2002 is described as wet [24,25] (Table 1).

2.4. Monitoring of Potato Blight

The experimental plots were set up in a randomized block design in 4 replications.
Chemical protection against the plague was not carried out during the growing season
of potato. Observations on each cultivar were carried out from the moment of potato
emergence, every 10 days until the disease appeared on all cultivars. The time when 25%
of the plants are already in the field was assumed as the date of potato emergence. In the
period of greater risks of plague (prolonged rainfall or fog), observations were carried out
more often (1–2 times a week).

The severity of the plague attack was rated on a scale of 9◦, where 9◦ means single
necrotic spots and the destruction of the assimilation surface up to 0.5%, and 1◦ means
the complete destruction of the plant. The above data, together with the degree of plant
development at the time of observation (according to the BBCH scale), were uploaded to
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the server thanks to the Pi-monitoring program. Additional information on the location
and soil type of the field, cultivated variety and date of emergence of the plants was also
entered into the database. After the end of the growing season, the rate of spread of potato
blight was determined and calculated as the increase in the damage to tops per unit of time
according to van der Plank [26].

2.5. Statistical Analyses

The work uses meteorological data on a year-round scale to generate a real drop in
potato yields under the influence of climate change. An earlier prediction of the outbreak
of the disease epidemic and an appropriately earlier response to the epidemic of potato
blight, which is the cause of a significant drop in the potato yield, is possible thanks to the
use of a simulator of records of adverse events in several localities by comparing modeled
and observed events over a period of strong intensification of unfavorable meteorological
conditions [27].

Based on the analysis of the size of yield characteristics and the course of the weather,
the variability of the potato cultivation area, yielding and harvest was determined. More-
over, the partial models of the usefulness of the simulation of atmospheric conditions in the
period of 20 years for this region were presented, comparing the observed cases. For this
purpose, a combination of statistical methods and simulation modeling was used by using
modeling techniques. The forecasts were developed for the same data model using classical
statistical methods. Based on the analysis of the size of the cultivation, yield, harvest of
potatoes and the course of the weather, a model for forecasting potato yielding in this part
of Poland was searched. It was based on empirical data from 2000 to 2019 [28–31].

The variability of the analyzed yield characteristics and meteorological data was
analyzed mainly by means of descriptive statistics (SPSS). On the basis of the diversified
course of meteorological conditions during the growing season, an attempt was made to
estimate the area of potato cultivation, its yield and harvest by means of a multivariate
regression analysis, assuming weighted averages of selected meteorological elements for the
examined localities (Table 1). The models used agronomic, phenological and meteorological
data, and the correctness of their impact was verified on the basis of data sets not involved
in the construction of the models.

Since the magnitude of a given phenomenon is influenced by many simultaneous
factors, an attempt was made to build a model forecasting the area and harvest of potato.
Such a prediction methodology is useful for optimizing the responses of the independent
variables. In this case, the increase in variable y is a response and a function of the yield
and the cultivated area. This function can be expressed with the following general formula.

y = f(x,x) + e, (1)

It was assumed that the variables xj are the predictors on which the answer y depends.
The dependent variable y is a function of xj and xj2, and the experimental error was denoted
by e, which means any measurement error [19]. In order to determine the dependence
of potato yield on meteorological indicators, a multivariate regression analysis was used,
the parameters of which were determined by the least squares method. As a measure of
adjusting the regression function to empirical data, the coefficient of determination R2

was used [27]. Regression analysis models were computed according to the following
general formula:

y = a + bjx j (2)

where y denotes the dependent variable, a denotes intercept, b denotes the value of the
regression coefficient and x denotes independent variable. Partial regressions were used to
examine quantitative relationships between the potato yield and individual independent
variables. Partial regression coefficients (bj) indicate how much the yield changes as a given
factor increases by a unit. The described relationships were considered in terms of the



Climate 2022, 10, 57 9 of 26

standard deviation from the arithmetic mean [27]. All statistical analyses were performed
using SAS 9.1.

The results of the blight tests were statistically analyzed using the analysis of variance.
The significance of the sources of variation was determined by the “F” Fisher–Snedecor
test, and the significance of the differences was determined by Tukey’s test [19]. The rate of
spread of potato blight as a function of the date of observation was calculated by regression
calculus. The observation dates were coded for the calculations, taking the first date as “0”,
the second as “10” and the third as “20”, etc. Leaf infection was expressed in logarithmic
values corresponding to 9◦ degrees of the scale and using the van der Plank formula [26]:

y = log
x

1− x
, (3)

where x denotes the values expressed in one hundred parts. They make it possible to
express the percentage of damage to the leaf surface in the form of a straight line. The rate
of spread of potato blight was considered to be a unit increase in infection over time.

3. Results
3.1. Cultivation Area

The potato cultivation area in 2000–2019 indicated a systematic decline in this value
starting from 2002. In 2019, the potato cultivation acreage was only 26.2 thousand hectares,
whereas 20 years earlier, there were three times more. The results of the regression analysis
showed a downward trend according to the second-degree parabolic regression (Figure 1).
The relationship between the analyzed features is usually characterized by the correlation
coefficient R, assuming values in the range [−1.1]. It determines the strength of the
relationship between the variables. However, the measure of the fit of the regression line
to empirical data is the coefficient of determination R2, taking values in the range [0.1] or
[0%, 100%]. Moreover, the coefficient of determination can be corrected by the number of
degrees of freedom, which increases its value.
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Figure 1. The actual general area of potato cultivation and the tendency of changes in this area in the
southeastern part of Poland, 2000–2019.

3.2. Shaping the Efficiency of Potatoes

The total potato yield varied depending on the course of weather conditions in the
years of the study. The highest value of this feature was recorded in 2015 (29.0 tha−1), and
the lowest was in 2000 (16.9 tha−1). These fluctuations resulted mainly from the changing
course of weather conditions during the growing season and differences in the level of soil
factors. The regression analysis of the mean potato yield values for this region showed
a curvilinear dependence of the fourth degree tuber yield on the years of the research
(Figure 2). The coefficient of determination of this equation was 61.9%, which, according to
Kranz [32], ensures its high credibility.
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Figure 2. Variability of the total yield of potato tubers in Southeastern Poland in 2000–2019.

Potato yields in cultivar experiments were characterized by even greater yield variabil-
ity in this part of Poland. In terms of the total and commercial yield, the yield of very early
cultivars was the most diverse, ranging from 30 to 65 t·ha−1 in the case of the total yield
and from 37 to 62 t·ha−1 in the case of the commercial yield. The most stable in yieldings
were medium-late and late cultivars, and their total yield ranged from 40 to 58 t·ha−1, and
the marketable yield ranged from 38 to 52 t·ha−1 (Figure 3).
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Figure 3. The total and trade yield of potato in Southeastern Poland in the Experimentals of Stations
for Cultivar Assessment of Central Crop Research Centre, by groups of earliness of varieties.

Determining the trend of changes indicates periodic averages for the time series.
Normal moving averages are used only for one-year data or for other time series with no
seasonal variation. Two types of averages were used to smooth time series with moving
averages: regular or centered. So, by using moving averages, you can smooth series
containing only trend and random fluctuations. These fluctuations can be eliminated by
replacing the original values of the series with a series of means calculated from several
adjacent components of the time series. On the basis of the series y1, y2, . . . , yn, two-,
three- and five-period means can be calculated. These formulas were written as follows.

f(z) = q + 1, q + 2, . . . n− q (4)
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The function (f (z)) belongs to holomorphic functions, where any function, f (z) with
complex values, can be written as follows:

f(z) = P(x , y) + iQ(x, y) (5)

where x, y ∈ R, P (x, y) R and Q (x, y) ∈ R. It has been found that both real and unreal
parts of holomorph functions are satisfied by CR equations (i.e., Cauchy Riemann) and are
described above (derivation of CR formulas assuming a holomorphism of the function). In
this way, random fluctuations have been eliminated to a greater extent from the time series.
The new, smoothened series is four words shorter due to improved smoothing. The moving
average values were recorded at the level of the middle period (for k = 3 at the level of the
second period, and for k = 5 at the level of the third period, etc.). Hence, a secondary series
of moving averages was obtained, which is shorter than the empirical series, a primary
series of 2 for the 3-year mean, 4 for the 5-year mean, 6 values for the 7-year mean, etc.,
because only an odd number of words can be assigned a score to a specific period. This
allows for further analysis to compare the original time series terms with the smoothened
series terms. The longer the moving average used to smoothen the series, the better the
smoothing is, but at the same time, the more the periods for which no trend values are
obtained are lost. Hence, the selection of the length of the moving averages requires some
moderation [5,20].

3.3. Potato Harvest Variability

The evaluation of the yield, made on the basis of the actual results obtained from
WUSP [2000–2019], indicates a systematic decrease in potato yields in the analyzed period.
Large differences in the value of this feature between consecutive seasons resulted from
changes in the cultivation area and the size of the potato yield. The regression analysis
of the value of this feature showed a third-degree relationship with the years of research
(Figure 4). The highest value characterizing the potato harvest was recorded in 2001, and
the lowest was recorded in 2016. This indicates a clear downward trend in potato harvest
over the last 20 years. The coefficient of determination of this equation (R2 = 91.56%)
indicates its very high reliability [32].
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Figure 4. Changes in the total potato harvest in the southeastern part of Poland in 2000–2019.

3.4. Potato Harvest Simulation

The simulation of the potato harvest shows that the increase in this value continued
until 2018, after which it decreased. There was observed a significant influence of the
cultivation area on the harvesting potatoes. The following equation was adopted in the
potato area and harvest forecast model.

y = 9493x6 + 556.45x5 − 11.925x4 + 115.889x3 − 51.300x2 + 993.431x + 0.7 × 10−8 (6)
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The coefficient of determination of this equation was R2 = 84.07%, which makes it
highly significant and reliable [32].

Forecasting crops yields can be used to plan the structure of their sowing, both on a
microscale, i.e., a farm, and on a macroscale, e.g., a country. On this basis, it is also possible
to estimate the profitability of growing a given plant. For potato cultivation, forecasting
starch yields would be even more important as starch production is determined by law in
the EU. Exceeding it reduces the profit of the grower and starch plants. Therefore, the use
of modern prognostic techniques can bring measurable financial benefits and improve the
profitability of growing a given species.

Table 2 shows certain regularities of the analyzed yield characteristics and meteo-
rological data. The yield is characterized by a high maximum and minimum value. A
high maximum and a relatively low minimum were also observed for rainfall in the April–
September period. All meteorological data, with the exception of the April–September air
temperature, showed a low skewness coefficient lower than one, which means that it takes
negative values for distributions with left-hand asymmetry.

Kurtosis for most of the variables was positive, in a wide range from 0.11 to 10.56,
but with a distribution close to normal, which means the more frequent occurrence of
extreme values but at the same time a greater probability of the expected values. For the
variables of tuber yield and air temperature in the April–shadow–May period, the kurtosis
value ranged from −0.99 to −1.33, which means a greater share of values close to the
median than in the normal distribution. The results in this case are less focused around the
midpoint (Table 2). The standard deviation of the examined variables showed relatively
little differentiation throughout the year. The highest values of the standard deviation were
recorded for the tuber yield and the total rainfall in the period April–September, and the
lowest in the case of the April–September hydrothermal coefficient and air temperature
in August–September. The dispersion of the obtained results was characterized by the
coefficient of variation, which, being the quotient of the absolute measure of trait variability,
made it possible to compare the differentiation of several communities in terms of the
same feature and the same data set in terms of several functions. The smaller the value
of the coefficient of variation, the more stable the function is. The highest variability of
the features described by the coefficient of variation was characteristic for the sum of
precipitation and the Sielianinov hydrothermal coefficient for the April–September period,
while the air temperature in June–July and August–September turned out to be the most
stable (Table 2).

The regression analysis was based on the analysis of Pearson’s simple correlation
coefficients for the investigated dependent and independent variables (Table 3).

Table 3. Correlation coefficients of dependent (y) and independent (x) variable.

Variables Y X1 X2 X3 X4 X5

Y 1.000
X1 0.316 * 1.000
X2 0.270 * 0.090 1.000
X3 0.380 ** 0.096 0.399 ** 1.000
X4 0.488 ** −0.183 −0.301 * −0.222 1.000
X5 0.496 ** −0.211 −0.447 ** −0.296 * 0.838 ** 1.000

Y—total yield; X1—temperature of April–May; X2—temperature of June–July; X3—temperature of
August–September; X4—rainfalls of April–September; X5—indicators of hydrothermal of April–September;
* significant at p ≤ 0.05 ** significant at p ≤ 0.01.

The data that most strongly correlated with each other were analyzed using the
multiple, polynomial, linear and partially nonlinear regression methods, which allowed the
determination of the influence of many independent features on one selected dependent
feature and to build an appropriate regression model. Multiple regression was preceded
by the analysis of the determination coefficient R2 for the examined features and the
determination of the probability coefficient for the absolute statistic t, verified at two
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significance levels p0.05 (statistically significant difference) and p0.01 (statistically significant
difference) [19].

3.5. Influence of Air Temperature on Tuber Yield

The temperature conditions in the April–May period and the precipitation and temperature-
precipitation conditions described by the Sielianinov hydrothermal index in April–September
had a decisive influence on the potato yield in the southeastern part of Poland. The influ-
ence of air temperature in this period was described by the power function equation in the
following form.

y = 13.52x0.1349 (7)

This indicates that a positive influence of air temperature in April–May is decisive
for plant emergence, rooting and the formation of stolons and tubers. The value charac-
terizing the yield increased with the temperature increase in this period. The coefficient
of determination of this equation was 88.63%, which makes it significant and reliable
(Figure 5).
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Figure 5. Partial dependence of tuber yield on air temperature in the April–May period.

Similar relationships were proven for the June–July period. During this period, there
was also a positive impact of ever higher air temperature on the shaping of the potato yield
described by the equation on Figure 6.

The temperature in the first part of the growing season had a positive effect on potato
yields. This fact is confirmed by the coefficient of determination (R2 = 87.4%).
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Figure 6. Partial dependence of tuber yield on air temperature in the June–July period.
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The results of the regression analysis of the yield with air temperature in the second
part of the growing season (August–September) are described by the formula in Figure 7.
As a result of the air temperature increase in this period of time, there was a systematic
decrease in yield value. The value of the coefficient of determination, amounting to 84.67%,
makes the equation highly reliable [19].
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Figure 7. Partial dependence and potato tuber yield on air temperature in August–September.

3.6. Influence of Precipitation on the Formation of Tuber Yield

The factor used to assess the influence of meteorological conditions on potato yielding
was also the sum of atmospheric precipitation. Among the periods in which their impact
on the variability of potato yielding was the most frequent, the rainfall in the April–
May period turned out to be the most impactful. The regression model described by the
following equation.

y = 21,936x−0.051, (8)

This indicates a negative impact of increasing sum of rainfall in the analyzed time inter-
val on tuber yield (Figure 8). The coefficient of determination of this equation amounting to
77.02% indicates its high credibility. It was shown that the potato yield assessed on the basis
of data from the Central Statistical Office, limited by excess water in April–May, turned out
to be 39% lower than the actual yield and as much as 65% lower than the potential yield in
the experiments obtained in the Central Research Center for Testing in Poland.
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Figure 8. Partial dependence of tuber yield on total rainfall in April–May.

The results of polynomial regression analysis of tuber yield versus rainfall total, per-
formed with the stepwise method, in the case of other time intervals turned out to be
insignificant. The coefficients of determination of these equations were also low, which
means that other environmental factors not considered in the analysis could have con-
tributed to tuber yields.
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3.7. Influence of Hydrothermal Conditions on the Formation of Tuber Yield

The impact of these conditions was similar to that of the rainfall in April–May. From
the regression equation described by the formula in Figure 9 results, it can be observed
that thermal and precipitation conditions negatively influenced the amount of potato
yield. With the increase in the value of the hydrothermal index, the value of the yield
decreased systematically. Of all the meteorological elements described by the coefficient of
determination, the hydrothermal index turned out to be the most reliable (R2 = 87.72%).
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Figure 9. Partial dependence of the potato tuber yield on the value of the hydrothermal coefficient in
April–May.

In Figure 10, the values of changes in precipitation are correlated with the average
air temperature. Regression analysis showed that these data accounted for 38–49% of
the variability in rainfall levels. The diagram also shows the correlation between the
yield and meteorological elements in individual localities. The diagram presents selected
meteorological parameters, and Student’s t-test showed that rainfall during the growing
season was the most statistically significantly (p ≤0.01) correlated with the air temperature
in June–July.
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Figure 10. The relationship between fluctuations in rainfall level and various meteorological parameters.
Y—yield; X1—temperature of the April–may; X2—temperature of June–July; X3—temperature of August–
September; X4—rainfalls of April–September; X5—indicators of hydrothermal of April–September.

3.8. The Rate of Spread of Potato Blight

The first symptoms of potato blight were usually observed 42–73 days after planting,
depending on the study year and 44–81 days depending on the variety. The resistance traits
of the cultivars studied determined the date of appearance of P. infestans on plants and the
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infection of 50% of the area of potato leaf blades and the rate of disease spreading on the
aerial parts of plants.

Table 4 shows the rate of potato late blight spreading by groups of earliness. Very
early varieties showed the fastest spread of this pathogen, while the slowest spread was
observed in medium-late and late varieties. The average time of destruction of 50% of
the assimilation area for varieties with increased resistance (5–6◦) was 22 days—ranging
from 16 (very early varieties) to 31 days (late varieties). The theoretical term of stopping
the yield for late cultivars resistant to P. infestans (resistance 6–7◦ on a scale of 9◦) differed
significantly from the other assessed cultivars by about 7 days.

The meteorological conditions in the years of the study were the most decisive factor
in the time pace of P. infestans spread. The fastest spread of this pathogen, in all groups
of early varieties, was in 2007, the flood year, and the slowest was in the dry year, 2011
(Table 4).

Table 4. Infection coefficients of Phytophthora infestans in the time.

Years
Earliness Group

Mean
Very Early Early Medium Early Medium Late and Late

2000 0.275 0.204 0.196 0.075 0.188
2001 0.218 0.201 0.132 0.089 0.160
2002 0.278 0.189 0.111 0.078 0.164
2003 0.290 0.226 0.128 0.069 0.178
2004 0.301 0.187 0.151 0.070 0.177
2005 0.412 0.325 0.273 0.189 0.300
2006 0.523 0.356 0.298 0.176 0.338
2007 0.568 0.486 0.378 0.311 0.436
2008 0.218 0.178 0.143 0.073 0.153
2009 0.290 0.226 0.156 0.069 0.185
2010 0.356 0.334 0.279 0.168 0.284
2011 0.189 0.079 0.075 0.073 0.104
2012 0.209 0.184 0.156 0.071 0.155
2013 0.298 0.191 0.151 0.089 0.182
2014 0.314 0.243 0.181 0.083 0.205
2015 0.191 0.206 0.122 0.069 0.147
2016 0.521 0.378 0.295 0.179 0.343
2017 0.351 0.181 0.120 0.073 0.181
2018 0.246 0.148 0.114 0.073 0.145
2019 0.231 0.134 0.110 0.056 0.133

Mean 0.314 0.233 0.178 0.107 0.208

LSD0.05 0.016 0.012 0.009 0.006 0.011

The analysis of the simple correlation between the P. infestans spreading rate and the
potato tuber yield was analyzed. Pearson’s simple correlation coefficients indicate a high
positive correlation between the rate of spread of the plague in individual early age groups
(r = 0.87 to 1.00), which results from the internal intercorrelation (Table 5). The relationship
between the rates of potato late blight spreading and the size of the total, commercial yield
of medium-early to late varieties and the yield of very early and early varieties harvested 60
and 75 days after planting turned out to be significantly negative, which means a negative
impact of the rate of potato late blight spreading on the yield general and commercial, as
well as the yield of early varieties harvested both in the first and second harvest dates.
The strongest negative relationship between the rate of spread of potato blight and the
potato yield was observed for the commercial yield of tubers (r = −0.62 to −0.71). For
very early and early cultivars, the rate of the spread of the blight did not have a significant
negative effect, which results from the short vegetation period of these cultivars and their
“escape” from infection with P. infestans. The shortest time of destruction of 50% of the
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lichen surface was found in the group of susceptible cultivars (very early and early cultivars
with a resistance of 2–4◦ on a 9◦ scale).

Table 5. Simple Pearson’s correlation coefficients between the rate of spread of potato blight and the
yield of tubers.

Specification X1 X2 X3 X4 X5 Y1 Y2 Y3 Y4

X1 1.00
X2 0.90 ** 1.00
X3 0.89 ** 0.96 ** 1.00
X4 0.87 ** 0.92 ** 0.93 ** 1.00
X5 0.96 ** 0.98 ** 0.98 ** 0.95 ** 1.00
Y1 −0.67 ** −0.67 ** −0.65 ** −0.59 ** −0.68 ** 1.00
Y2 −0.68 ** −0.71 ** −0.70 ** −0.62 ** −0.70 ** 0.98 ** 1.00
Y3 −0.40 ** −0.37 ** −0.36 ** −0.40 ** −0.39 ** 0.50 ** 0.46 ** 1.00
Y4 −0.15 −0.17 −0.12 −0.19 * −0.16 0.36 * 0.31 * 0.85 ** 1.00

X1—P. infestans spreading rate coefficient of very early varieties; X2—factor of the spread of late blight of early
cultivars; X3—coefficient of the spreading rate of mid-early cultivars; X4—coefficient of the spreading rate of
medium-late and late cultivars; X5—the average rate of the spread of the plague; Y1—total yield of potato tubers;
Y2—marketable yield of tubers; Y3—yield of early potato cultivars 60 days after planting; Y4—yield of early
potato cultivars after 75 days from planting; *—significant at p ≤ 0.05, **—significant at p ≤ 0.01.

Among the assessed groups of potato cultivars, a large variation in the pace of de-
velopment of P. infestans was observed, from the onset of the disease to the cessation of
harvesting. The differences resulting from the level of resistance were reflected in the
assessment of the destruction of the assimilation area at the end of the growing season. It
was found that the destruction of the aerial part decreased with an increasing degree of
resistance on P. infestans. The lowest values of the destruction of the assimilation area were
found in the group of medium-late and late cultivars.

4. Discussion
4.1. Climate Changes and Potato Yield and Productivity

Climate change is having an increasingly strong impact on agriculture, but there is no
unanimity in the scientific community and there is still no clarity on the directions of this
impact. Earlier forecasts of the impact of climate change on the agricultural economy were
more radical and assumed very rapid changes. One of such early forecasts was made in 1991
at the Institute of Soil Science and Plant Cultivation in Puławy on the basis of the General
Circulation Model developed by the Goddard Institute for Space Studies. According to this
model, climate changes were to be beneficial for agriculture and to bring an increase in
the yields of all crops, except for potatoes, after 2020, and to significantly increase the area
of maize and soybean cultivation [33]. The last two forecasts were confirmed, the others,
unfortunately, were not. It was assumed that the growing season would significantly extend,
which would allow for the extension of the assortment of arable crops and the improvement
of animal production efficiency. This optimism resulted from the prediction of an increase
in the average annual air temperature by 3 ◦C, an extension of the growing season by about
30–40% and an increase in the average amount of rainfall from 625 to 1100 mm [33]. It is
now known that such a scenario is not realistic. Recently, the prevailing view is that, on
a general scale, the expected changes in the form of global warming will bring beneficial
effects in the agricultural economy of Europe. According to most authors [34–43], the
production potential of agriculture was supposed to increase, but unfortunately in the case
of potatoes, this scenario did not work. Our research, carried out on the basis of the results
of the Central Statistical Office and COBORU research in southeastern Poland show that, in
the last 20 years, both the yield, area and harvest of potatoes decreased. The reasons for this
condition are manifold. Tomczyk et al. [44] proved that, in Poland, in the last 20 years, there
was a significant increase in Tmax in the summer period. This shows, inter alia, for the ten
warmest years in the analyzed period, mainly after 2000. The consequence of the increase
in Tmax is the increase in the frequency of hot days. A further increase in the number of hot
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days in Poland is forecast in the coming decades. The smallest changes are predicted for
the areas with the most intense changes in Tmax. Agriculture is a sector that is particularly
vulnerable to the effects of climate change, and climatic factors are important factors in
the success of agricultural production. Therefore, the effects of climate change already
have a negative impact on the food security of society [45,46]. The Climate Coalition (CC)
report “The impact of climate change on Poland’s food security” warns that if Poland does
not achieve the goals of the Paris Agreement and stops the increase in the average global
temperature below 2 ◦C, the food security of citizens at the global level, regional and local
will be increasingly threatened. Therefore, both the reduction in greenhouse gas emissions
and multi-directional adaptation measures in agriculture are necessary.

According to the reports of the Agricultural Drought Monitoring System in Poland [47],
in the years 2009–2011, there was a significant risk of drought in potato crops. In the years
1983–2002, the level of precipitation during the potato growing season reached the optimum
only in five of the twenty years studied [35,47,48], and the losses of tuber yield in Poland
for this reason ranged from 7% to 45% [47]. The high acclimatization capacity of crops
may turn out to be a disadvantageous phenomenon, as it was associated with significant
energy expenditure on the reconstruction of structures and adapting their functions to
stressful conditions, which results in a reduction in agricultural yields [12,34,38,39,49]. In
research on plant productivity, the decline in agricultural yield is often used as a measure
of the possibilities of the studied cultivars for the stress syndrome occurring during the
growing season. Under such assumptions, the yield is the resultant of many different
mechanisms responsible for the diverse sensitivity of plants to environmental stresses, and
each of these mechanisms may work differently under specific environmental conditions.
The approach that takes yield loss as a measure of resistance may be useful for the final
evaluation of the effectiveness of breeding treatments and has a greater selection value than
the resistance criteria [38]. The research results presented in the paper concern issues related
to the reaction of potatoes to the diversified course of meteorological conditions during
the potato growing season and are based on numerous figures from the period of 20 years
(2000–2019), taken from several sources (Central Statistical Office, Provincial Statistical
Office, Institute of Meteorology and Water Management, and Experimental Stations of the
Central Research Center for Cultivated Plants). These results prove that climate change
in this period had a significant impact on all the studied economic, meteorological and
physiological-natural features.

Precipitation is the most sensitive element of climate changes and that changes in time
and space. According to Kalbarczyk [39], no permanent trend has taken place over the
last 500 years. This period was subject to much thermal continentalism than it is today.
According to the calculations of the Sadowski continentalism index [50], it was found that in
Eastern Europe, the warmest century was the 11th century, and in Western Europe, it swas
the 20th century, while the coldest centuries were in the 15th and 12th centuries, respectively.
From the fifteenth century, the degree of continental climate in Poland remained at a high
level until the nineteenth century. Average annual air temperatures in winter were much
lower, by approximately 1.5–3.0 ◦C, compared to the present situation, while summer
temperatures were higher than today by 0.9–1.5 ◦C. Over the past 100 years, Earth has
warmed by 0.85 ◦C, and the speed of this process is increasing. In Europe, the temperature
has risen by almost 1 ◦C.

The impact of climate change on world agriculture can be considered in two main
aspects: natural and socio-economic. The first is direct, and the second is indirect, usually
resulting from the former. The changes in the natural basis of the agri-environmental
economy relate primarily to the greenhouse effect associated with an increase in the con-
centration of carbon dioxide in the atmosphere. The main cause of the rapidly following
climate change is the increase in carbon dioxide (CO2) content in the atmosphere, causing
the so-called greenhouse effect. This will enable some cereal crops, such as wheat or rice,
as well as potato plants to photosynthesize more intensively and, consequently, result in
faster development with higher yields [50–53]. It was assumed that, as a result, increasing



Climate 2022, 10, 57 19 of 26

plant production may reduce the specter of hunger but only in the case of organized in-
ternational activities. It is generally known that areas of hunger are concentrated in the
poorest countries, where climatic conditions generally pose problems for proper farming.
It is primarily the dry zone of Africa and some regions of Asia [54]. According to Kulig [5]
and Ziernicka-Wojtaszek [6,7], the optimism related to the increase in plant production as a
result of the increase in CO2 in the atmosphere was, however, premature. These authors
propose that the influence of carbon dioxide concentration in the atmosphere on the global
agricultural production should be considered in direct and indirect categories. The former
concerns the intensification of photosynthesis and the possibility of plant development
with lower water resources and their more effective use. Indirect impacts should be seen
in the aspect of climate and soil changes, as well as in the development of diseases and
pests. In the case of direct impacts, our research indicates a very large differentiation in
the increase in yields resulting from the increase in the carbon dioxide content, but under
natural conditions. Laboratory experiments confirm that plants absorbing more carbon
grow faster and are larger [39]. Moreover, the increased concentration of carbon dioxide
increases the efficiency of water use. This applies in particular to plants of the so-called C3
group (e.g., wheat, rice, soybean and potato), which show, under conditions of increased
CO2 content, an increased photosynthesis rate and a moderate decrease in transpiration.
On the other hand, plants from the C4 group (maize, sugar cane, sorghum, etc.) show
relatively slower photosynthesis (slower biomass growth) under these conditions [5,49].

Repeated droughts and desertification on almost all continents already threaten the
livelihoods of some 1.2 billion people [4]. For example, an increase in CO2 from 330
to 660 ppm (parts per million—gas particles per million air particles per unit volume)
resulted, under optimal conditions, in an increase in cotton yield due to the concentration
of carbon dioxide. The main conclusion of physiological studies [49] is the fact that the
positive effect of an increase in CO2 than twice lower than other important environmental
factors (humidity and thermal conditions, the content of mineral nutrients and another) can
counteract this influence. The concentration in laboratory conditions on plant production
is not confirmed under the conditions of natural plant cultivation.

The research of many authors [5–7,35–37,51–53] shows that the most likely scenario
will be a slow temperature increase resulting from an increase in the concentration of
carbon dioxide in the atmosphere. The result will be a shrinkage of cool climate zones
and an expansion of hot climate zones. The effects of the temperature rise will be more
pronounced in areas near the poles than in the equatorial areas. Therefore, the shift in
climatic zones will be more marked in higher latitudes. In regions with a temperate climate,
such as Central and Eastern Europe, the shift by 1 ◦C will be from 200 to 300 km [54]. This
will have a direct impact on the extension of the range of some crops, including sweet
potatoes [12].

The production potential will increase mainly in the temperate climate zone. Global
changes in world agriculture under the influence of climatic changes will cause many
processes in the natural environment that are still difficult to identify. They will also
shape socio-economic processes and phenomena. The considerations to date show that
the greatest increase in production possibilities will take place in the most economically
developed countries, where problems with food overproduction are observed. On the
other hand, in the poor countries of Africa and Asia, where there are hunger zones, there
may be growing food problems resulting from reduced production possibilities [54]. The
increase in the production potential of agriculture in rich countries will result in an increase
in the average global agricultural production per unit area. There is still a problem of
food overproduction in the European Union countries, which the Common Agricultural
Policy is trying to mitigate and eliminate. One of the directions of activities is the widely
understood extensification of agricultural production, including the reduction in the area
of land developed by agriculture [7,50].

Europe and North America have relatively ample room to adapt to the effects of
climate change. The research conducted so far shows that there will be rather favorable
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changes in terms of agricultural production possibilities. However, in subtropical regions
(e.g., in southern Europe), large areas may be exposed to drought, while on the continents of
the Americas, the risk of extreme phenomena will increase: floods, droughts and cyclones.
The warming of the climate will cause the extension of dry areas also to the areas of
Southern Europe and the necessity to take decisive measures in the field of water retention
and the irrigation of farmland [45,50,54].

Global climate change poses a serious challenge to global food security. The sensitivity of
germs, potentially toxin-producing microorganisms and other pests to climate factors, shows
that climate change can affect the incidence and intensity of certain food-borne diseases.

4.2. Climate Change and the Spread of Pathogens

Climate change and changes in ecological conditions can promote the spread of
pathogens, parasites and diseases, with the potential to seriously affect human health,
agriculture and the environment [54–57]. They are one of the important stressors that can
contribute to the extinction of many species. The IPCC estimates that 20–30% of plant
and animal species assessed so far in climate change studies are at risk of extinction if
temperatures reach levels projected at the end of this century [50].

Poland is one of the largest potato producers in the world, and it is one of the key edible
and industrial plants. Unfortunately, its yields are almost half of those obtained in other EU
countries. The main reasons are as follows: high susceptibility of genetically homogeneous
cultivars to P. infestans and imperfect protection of plantations against pathogen and climate
variability, which is favorable for the development and spread of this pathogen [11,56,57]
and the ability to carry infectious material. Andrivon et al. [58] believed that the spores of
Ph. infestans can spread to a distance of 70–80 km from the site of infection. Aylor et al. [59]
state that the spores of the blight at wind speeds of 20–40 km h−1. They can spread from
the site of infection to 80–160 km in 4 h. Moreover, the short infection cycle and the
possibility of producing a large amount of infectious material creates favorable conditions
for the development of blight, and 100,000 spores can be formed from one pathological
lesion on a leaf. Fry [56] estimates the number of sporangia at 300,000 for 3 days, and
sporulation may begin as early as one or two days after the onset of symptoms [58]. The
amount of yield losses ranges from 30 to 60% [60], 70% [61,62] and 100% [57], and the
growth of this pathogen, in the absence of protection, amounts to about 10–50% due to
the premature destruction of the tops and 0–40% due to the destruction of tubers [12–14].
Haverkort et al. [63] estimate that, in Europe, the annual expenditure on combating potato
blight amounts to EUR 900 million. In the USA, the amount of expenditure on protection
against the plague is estimated at USD 3 billion per year. Global conservation costs and
crop losses are estimated at USD 6.7 billion [5].

In the conducted research, the group of early varieties related to the resistance of
cultivars to this pathogen had the greatest influence on the pace of spreading P. infestans.
The influence of cultivar-related resistance on these plant health traits is confirmed by the
studies of Croxall and Smith [64], Kapsa [61,62], Osowski [15] and Sawicka [12–14]. In
Poland, where protection against late blight is carried out only on about 40% of potato
plantations, the average yield loss was 20–25%. Losses on unprotected plantations are
estimated at 70–80%. There are two phases in the development of late blight: early (hidden)
and epidemic. During the first stage, the fungus multiplies, leading to local infections and
the growth of primary infectious foci depending on the following: density and location
of primary foci, susceptibility of the cultivars to late blight, plant physiological condition,
weather conditions and changes in microclimate and ecoclimate [12,14].

The date of the outbreak in Polish conditions is usually June or July and depends
mainly on the air temperature and precipitation patterns during the growing season. The
development of the disease after reaching the epidemic stage is usually rapid, and usually,
after a few or several days, the plants are almost completely destroyed by the plague.
The date of the outbreak and the pace of its development determine the reduction in
potential potato yields [11,13,15]. Over the past two decades, an increase in the infectivity
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of P. infestans has been observed, which results from changes in the population of this
pathogen. The result of these changes is an earlier onset of more rapid disease development,
increased pathogenicity of the fungus, changes in epiphytotic the development of primary
P. infestans infections and the breaking of genetic resistance of many potato cultivars and the
ineffectiveness of traditional methods of plantation protection against the pathogen [17,18].
The increased severity of plague and the losses it causes justify the need to combat it.
However, the goal of most potato blight control systems, due to their commercial nature, is
a comprehensive plant protection strategy with the recommendation of specific chemical
preparations and their dosage, while predicting the timing of an outbreak of P. infestans
is only auxiliary or even switched off or is established only in case of occurrence through
linear models. Almost all decision-making programs were developed on the basis of
observations of the development of potato blight in Western Europe, which makes them
completely unadjusted to other climatic conditions [2]. Therefore, there is an urgent need
to monitor and predict the timing of an outbreak based on meteorological data and/or
potato development phases.

Using the method of determining the upper and lower limits of the trait value for
groups of varieties significantly different from each other, the cultivars tested were divided
into three groups: cultivars with the lowest share of plants with symptoms of potato blight,
in which the infection was less than 4%; cultivars with an average share of individuals
with symptoms, where the paralysis ranges from 4.1 to 8.0%; and cultivars with a high
proportion of plants infected with this pathogen, with an infection rate of > 8%. The late
varieties showed the highest resistance to late blight; the lowest resistance was observed
in very early and early varieties. It can be assumed that specific defense substances (so-
called phytoalexins), which are activators of defense reactions to pathogenic factors, can
trigger the trigger mechanism of resistance to plant infection by P. infestans in plants.
Stark et al. [49] states that the compounds of this type can act as effectors of the expression
of the plant resistance genome, as well as activate enzymes, transfer physiological stimuli
from membrane receptors to the genome, etc., and, therefore, fulfill the function of the first
informants in the pathogenesis and resistance of plants in establishing parasitic contact.
The plant tries to preserve the species in this targeted way.

4.3. Ensuring Food Security

Providing a food base is the basis of food security for each country. The definition
of food security adopted at the Food Safety Summit covers four aspects: food availability,
access to food, food use and stability [1,2,11]. Food security can be analyzed on several
levels (security dimensions): individual or family security, also referred to as food security
of households, national food security and international food security [2,65]. Economic
globalization justifies the use of the concept of global food security [66]. Particular attention
is now paid to the food security of households. The Food and Agriculture Organization of
the United Nations (FAO) defines them in such a manner that all households have physical
and economic access to sufficient food for all members, and there is no risk that they will
lose this access [2,65].

In the legal sense of “food security”, it is said that food security is an optimal state
assumed by the legislator. The means that the relevant provisions of national and EU law
and, above all, the provisions of international law are required to achieve food security.
According to the FAO/WHO (Food and Agriculture Organization of the United Nations),
food security means a state in which all people have access to food that is safe for health
and value. In legal terms, the concept of food security is related to the human right to food
and the need to combat hunger [2,4].

In turn, from a philosophical point of view, “food security” is expressed in the fact that
society should not allow any of its members to starve. In this approach, the opposite of food
security is hunger related to the body, which can result in the loss of human dignity [4].

Food safety is considered in a production context, especially potato production. Food
safety mainly depends on the health quality of food. The Act of August 25, 2006, as
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amended (2020/2021) on food and nutrition safety, specifies the requirements and pro-
cedures necessary to ensure food and nutrition safety in accordance with the provisions
of Regulation (EC) No. 178/2002 of the European Parliament and of the Council of 2002
establishing the general principles and requirements of food law, establishing the European
Food Safety Authority and laying down procedures for food safety (Journal of Laws EC L
31 of 01.02.2002, p. 1; EU Journal of Laws), called “Regulation No 178/2002”, “by regulation
No. 1935/2004” [67–70]:

(1) Food health requirements—in the scope not regulated in the regulations of the Euro-
pean Union.

(2) Requirements for compliance with hygiene rules:

(a) Food—within the scope not regulated in Regulation (EC) No. 852/2004 of the
European Parliament (Journal of Laws UE L 139 of 30 April 2004, p. 1),

(b) Materials and articles intended to come into contact with food—within the
scope not regulated in Regulation (EC) No. 1935/2004 of the European Par-
liament of 27 October 2004 on materials and articles intended to come into
contact with food (Journal of Laws UE L 338 from 13 November 2004),

(3) The competence of the authorities to carry out official food controls in accordance with
the principles set out in Regulation (EC) No 882/2004 of the European Parliament and
of the Council of 29 April 2004 on official controls performed to verify compliance
with feed law and food and animal health and animal welfare rules (Journal of Laws
UE L 191 of 30 April 2004, p. 1), hereinafter referred to as “Regulation No. 882/2004”,

(4) Requirements for the performance of official food controls—within the scope not
regulated in Regulation No 882/2004.

The results of the research by Otekunrin et al. [4] carried out in Nigeria revealed that
only 12.8% of households had food security, while 87.2% had varying levels of food insecu-
rity. In Europe, food security is at a higher level than in developing countries, but there are
large regional and national differences indicated by FAO/WHO [2], Otekunrin et al. [4,54],
Yuen [10], Karaczun [45], Scott et al. [70] and Tripathi et al. [71]. The main objectives of the
European food safety policy are to protect human health and consumer interests and to
support the smooth operation of the European single market. Thus, the European Union
supervises the legal status, the establishment and compliance with control standards in
such areas as follows: hygiene of feed and food products, animal health, plant health and
the prevention of food contamination by external substances. In addition, the farm-to-fork
approach in the EU aims to ensure a high level of safety at all stages of the production and
distribution process of all food products placed on the EU market, regardless of whether
they are produced in the EU or imported from third countries. This piece of legislation is
a complex and comprises an integrated system of rules governing the entire food chain.
These rules will be further developed in the context of the Commission’s Farm to Fork
Strategy, which was launched in 2020 as part of the European Green Deal. Nevertheless,
the level of food security is clearly differentiated between European countries, and Europe
is ranked behind North America according to the Global Food Security Index created in
cooperation with the Economist Intelligence Unit [4,72]. The first “20” of the index includes
eleven EU countries, with Finland, Ireland and the Netherlands at the fore. Bulgaria,
Slovakia and Hungary ranked lower; 44, 40 and 36, respectively, Poland was placed 25th in
this ranking. The need to implement more solutions that will provide people in need with
access to a wide range of food resources is stressed. This variation in food safety is due to
an internal discrepancy. The level of food security in the EU is therefore not uniform, as
the results of both Mediterranean and Central and Eastern European countries are much
weaker than in Western Europe or Northern Europe. Currently, the EU’s food system is
dominated by other challenges such as food waste, over-consumption, obesity and the
environmental impact of food production [72].

The results presented by the United Nations [3] indicate that age, years of education of
the household head, gender, farm size, farm experience, non-farm income, food expenditure
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and access to advisory services significantly contribute to food insecurity among farms.
The state’s efforts should, therefore, be directed towards promoting education-related
household intervention programs in order to broaden their knowledge of nutrition, which
may improve their food security status. In addition, rural infrastructure facilities should be
provided, such as water supply, rural gasification, internet services and healthcare services
that promote healthy lifestyles and increase agricultural productivity in households.

The relationship between food safety and food security is also important. The food
law does not explicitly state the relations between the two concepts in question, although
both are legal concepts. However, the literature on the subject indicates that food safety
is an element of a wider issue, which is food safety. Food safety in the legal sense seems
to correlate with the aspect of “Food availability” as part of food security in economic
terms. Food safety is primarily related to its health values, and “food security” in the “Food
access” dimension also means the need to provide food that is safe for health. Therefore,
both of these terms draw attention to the need to eliminate pathogenic substances that are
dangerous to human health from food products. Thus, it can be said that (in the indicated
aspects) the terminological scope of food safety is wider than the terminological scope of
food safety and covers it.

The research carried out was innovative as it combined the assessment of climate
change with food and food safety. This will allow for better planning of the supply of food
raw materials, forecasting possible drops in the potato yield based on the monitoring of
potato blight and ensuring a healthy raw material, both for direct consumption and food
processing in the southeastern part of Poland.

5. Conclusions

Climate change creates, on the one hand, new opportunities for potatoes as an alterna-
tive source of human food and animal feed, as well as a raw material for the production
of bioethanol and starch, and on the other hand, unfavorable weather conditions may
contribute to a decrease in the acreage suitable for potato cultivation as a result of the
deepening hydrological drought and the reduction in yielding, in relation to the actual and
potential yield.

The effect of climate warming in the southeastern part of Poland is a prolonged
growing season, an earlier start of vegetation, no or little snow cover and the development
of diseases, including a faster spread of potato blight, which results in a decrease in the total
and commercial yield of early and medium-early varieties, medium-late and late as well as
a decrease in the yield of early varieties intended for very early and early potato harvesting.

The meteorological conditions exerted a significant influence on the variability of
the potato yielding. The positive dependence of tuber yield was demonstrated on the
following: air temperature in April–May and June–July and negative temperature in
August–September. Along with the increase in the average temperature in April–May
and June-July, tuber yields should be expected to increase, assuming that the increase in
temperature will be accompanied by an increase in rainfall in this period.

It has been documented that thermal, precipitation and precipitation conditions have
a negative effect on potato yields, especially in the early stages of the growing season.
Excessive rainfall in April–May may significantly reduce the yield of potatoes. The yield
limited by the excess of water was 39% lower than the actual yield and 64% lower than the
potential potato yield.

The modeling method used in this study, after the necessary modification, can be
used to forecast the yields of other crop species, which in turn can bring about measurable
macroeconomic and microeconomic effects.

Climate changes affect food security in the field of basic food raw materials, including
potato, as one of the most important food products and raw material for the processing of
main food products such as French fries, crisps, dried products, frozen and freeze-dried
products, raw material for the production of starch and bioethanol and influence on the
state’s food security policy.
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30. WUSP. Wojewódzki Urząd Statystyczny Podkarpacia 1999–2018—Statistical Yearbook Podkarpackie Voievodship 2000–2019; Urząd
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69. Fortuna, G.; Łobodziński, W. What Is the Level of Food Security in the EU? Available online: https://www.euractiv.pl/section/
rolnictwowpr/news/zywnosc-unia-europejska-bezpieczenstwo-zywnosciowe-pandemia-koronawirus-lancuchy-dostaw-od-
pola-do-stolu-wpr-wojciechowski-srodowisko-susza-klimat-powodz/ (accessed on 25 January 2022).

70. Scott, G.J.; Rosegrant, M.W.; Ringler, C. Global projections for root and tuber crops to the year 2020. Food Policy 2000, 25, 561–597.
[CrossRef]

71. Tripathi, A.; Tripathi, D.K.; Chauhan, D.K.; Kumar, N.; Singh, G.S. Paradigms of climate change impacts on some major food
sources of the world: A review on current knowledge and future prospects. Agric. Environ. 2016, 216, 356–373. [CrossRef]

72. Communication from the Commission to the European Parliament, the European Council, the Council, the European Economic
and Social Committee and the Committee of the Regions. The European Green Deal. Brussels, 11 December 2019 COM (2019) 640
Final. Available online: https://ec.europa.eu/info/sites/default/files/european-green-deal-communication_en.pdf (accessed
on 30 January 2022).

https://www.pzh.gov.pl/wp-content/uploads/2020/11/1_-prof-Sadowski.pdf
https://www.pzh.gov.pl/wp-content/uploads/2020/11/1_-prof-Sadowski.pdf
http://doi.org/10.4236/ajps.2013.412295
http://doi.org/10.1007/s12230-015-9436-x
http://doi.org/10.1111/j.1364-3703.2007.00465.x
http://doi.org/10.1111/j.1365-3059.1992.tb02435.x
www.endure-network.eu
http://doi.org/10.1094/PHYTO.2001.91.12.1189
http://doi.org/10.3923/ja.2006.57.61
http://doi.org/10.1007/s11540-008-9089-y
http://doi.org/10.1111/j.1744-7348.1976.tb00582.x
https://sip.lex.pl/akty-prawne/dzu-dziennik-ustaw/bezpieczenstwo-bezpiecznosci-i-zywien-17302608
https://sip.lex.pl/akty-prawne/dzu-dziennik-ustaw/bezpieczenstwo-bezpiecznosci-i-zywien-17302608
https://www.europarl.europa.eu/ftu/pdf/pl/FTU_2.2.6.pdf
https://www.europarl.europa.eu/ftu/pdf/pl/FTU_2.2.6.pdf
https://www.euractiv.pl/section/rolnictwowpr/news/zywnosc-unia-europejska-bezpieczenstwo-zywnosciowe-pandemia-koronawirus-lancuchy-dostaw-od-pola-do-stolu-wpr-wojciechowski-srodowisko-susza-klimat-powodz/
https://www.euractiv.pl/section/rolnictwowpr/news/zywnosc-unia-europejska-bezpieczenstwo-zywnosciowe-pandemia-koronawirus-lancuchy-dostaw-od-pola-do-stolu-wpr-wojciechowski-srodowisko-susza-klimat-powodz/
https://www.euractiv.pl/section/rolnictwowpr/news/zywnosc-unia-europejska-bezpieczenstwo-zywnosciowe-pandemia-koronawirus-lancuchy-dostaw-od-pola-do-stolu-wpr-wojciechowski-srodowisko-susza-klimat-powodz/
http://doi.org/10.1016/S0306-9192(99)00087-1
http://doi.org/10.1016/j.agee.2015.09.034
https://ec.europa.eu/info/sites/default/files/european-green-deal-communication_en.pdf

	Introduction 
	Material and Methods 
	Climatic Conditions 
	Soil Conditions 
	Meteorological Conditions 
	Monitoring of Potato Blight 
	Statistical Analyses 

	Results 
	Cultivation Area 
	Shaping the Efficiency of Potatoes 
	Potato Harvest Variability 
	Potato Harvest Simulation 
	Influence of Air Temperature on Tuber Yield 
	Influence of Precipitation on the Formation of Tuber Yield 
	Influence of Hydrothermal Conditions on the Formation of Tuber Yield 
	The Rate of Spread of Potato Blight 

	Discussion 
	Climate Changes and Potato Yield and Productivity 
	Climate Change and the Spread of Pathogens 
	Ensuring Food Security 

	Conclusions 
	References

