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Abstract: Limited power point tracking (LPPT) is emerging as a new technology for power
management controllers for small-scale wind turbines (SSWTs) thanks to its advantages in terms
of operation flexibility, economy and system security. LPPT operates in such a way that power
requested by the user can be extracted from the wind turbine while respecting constraints. However,
operating in LPPT mode still requires a deep understanding to obtain a compromise between
minimizing power oscillations and transient response. For that, three LPPT power control strategies
for an SSWT intended to be integrated in a direct current (DC) urban microgrid are investigated.
These methods concern perturb and observe (P&O) with fixed step size, P&O based on Newton’s
method and P&O based on the fuzzy logic (FL) technique. The experimental results highlight that
all methods function correctly and reach the limited power point (LPP). The FL method improves
dynamic performances with more steady oscillations around LPP compared to fixed step size and
Newton’s methods. The sudden variation of wind velocity and power lead us to conclude that the FL
method ensures a good balance between reducing oscillation of wind turbine (WT) output power
around the operating point and convergence of rising time toward LPP.

Keywords: small-scale wind turbine; power control strategy; limited power point tracking; perturb
and observe method; wind speed variation; microgrid

1. Introduction

The research community is still exploring all possibilities to provide an alternative to traditional
energy resources based on fossil fuels in order to reduce environmental issues such as greenhouse
gas emissions and global warming [1]. In this context, the use of renewable energy resources has
significantly increased in recent decades with more intention to integrate them in the utility grid [2].
For this reason, the smart grid has been created and developed to manage renewable energy resources
in the utility grid. The smart grid is a new electricity transport and distribution network that allows a
bidirectional communication between suppliers and consumers in order to adjust the flow of electricity
in real time and enables more efficient management of the electricity grid [3]. The main components
of the smart grid are microgrids (MGs). Indeed, an MG is based on the idea of providing electrical
energy in a decentralized form: it combines loads, storage and multiple energy sources (traditional and
renewable) in one unique entity. The MG is able to operate on-grid and off-grid. Thus, it is suggested to
facilitate the realization of the smart grid, supply isolated areas, ensure power balancing and promote
local energy consumption and production [3,4]. There are three different structures of MGs depending
on the common bus, i.e., DC or alternating current (AC), of its different components: AC MG, DC MG
and hybrid AC/DC MG [5]. While the AC MG has been the subject of remarkable dynamic research for
enhancing its performance, several works have presented the attractive uses of the DC MG thanks to
its high efficiency to integrate DC native renewable energies.
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In this perspective, wind energy is forming part of DC MG’s distributed energies and it fits
well into this paradigm of using renewable energy resources for responding to environmental issues.
Wind energy is earning more interest thanks to its lower space occupancy, significant power cost
reduction and zero carbon emissions during operation [6]. This is true not only for high-power wind
turbines (WTs) but also for small ones. According to the market reports of the World Wind Energy
Association, the small wind capacity installed worldwide increases annually with a growth rate of 12%.
Approximately 270 MW of new capacity is forecasted to be installed in 2020 and then 1.9 GW of
cumulative installed capacity will be achieved by 2020 [7]. Small-scale wind turbines (SSWTs) provide
electric energy, supply off-grid consumers like remote villages and can be used as distributed resources
in MG systems [6]. Although the implementation of SSWTs has grown worldwide, the efficiency of
wind energy systems is still impacted by many factors. For instance, the empirical extraction capacity
of wind power makes the stability between supply and demand for energy very difficult to maintain.

For a small wind energy conversion system (SWECS), several generators could be used to transform
wind energy into electrical power. The most used amongst them are AC generators, particularly
induction generators and permanent magnet synchronous generators (PMSGs). The latter are mostly
used thanks to their high efficiency, low cost and low-priced maintenance [5,8]. To apply the power
control strategies to the WT, the PMSG is connected to power electronic converters. There are three
types of converters, i.e., diode bridge rectifiers, boost converters and inverters that can be classified
into two types of electrical structure: passive and active [9]. A three-phase diode bridge, as a passive
structure, is an uncontrollable structure, robust and less expensive. An AC/DC converter (inverter)
is an active structure fully controlled that may either require rotation speed or torque. The active
converter’s topology that is based on a three-phase diode rectifier with a boost converter is more
suitable for SWECS applications, due to its low cost and high reliability [10]. Indeed, a three-phase
diode bridge guarantees less power loss and the DC/DC converter is still more robust and simpler
compared to the controlled rectifier.

When the WT system is connected to the grid, it generally operates at maximum power point
tracking (MPPT) which allows for extracting the maximum power from the wind energy system in all
environmental conditions [11]. However, for distributed generation systems, there may be constraints
where WT systems are not supposed to generate maximum power. Indeed, taking into account some
constraints in terms of economy and system security of the MG, e.g., when the storage device is fully
charged or there is low demand, a technique able to function below MPPT must be used instead.
This technique, called limited power point tracking (LPPT), allows for more flexible operation of the
system [8]. Consequently, a general control strategy which can deal with both MPPT and LPPT is very
important for WT systems. Several power control strategies, especially MPPT algorithms, have been
suggested in the literature with the main objective of extracting the desired power, reducing power
oscillation, using excess power and improving the quality of the power injected into the grid. They are
classified into three categories: direct power controllers (DPCs) [12,13], indirect power controllers
(IPCs) [14-16] and advanced power controllers (APCs) [14,15,17]. The main DPC methods are the
perturb and observe (P&O) method or its derived version called hill-climb search (HCS) and the
incremental conductance (IC). Regarding IPCs, three algorithm methods are mostly considered: the tip
speed ratio (TSR), the power signal feedback (PSF) and the optimal torque (OT). APCs are characterized
by using soft computing techniques like fuzzy logic (FL) and artificial neural networks (ANNSs).
These techniques could work independently or combined with other methods to reach the operating
point [17]. An overview and details about these techniques are provided in Section 2. Some of these
algorithms have already been modified to allow the possibility of operating in LPPT mode. However,
the change from one operating point to another still represents the most critical situation for the system
stability. In addition, the sudden variation of some conditions, such as power required by the user or
climatic changes, e.g., wind velocity, can have an impact on power output [18].

Therefore, the purpose of this paper is split into three objectives:
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e To propose a strategy in order to limit the power provided from an SSWT that will be integrated
ina DC MG.

e To propose two LPPT algorithms based on the P&O principle to overcome drawbacks of the
conventional P&O method.

e  To test the impact of a sudden variation of the power and the wind speed on the performances of
the selected LPPT methods.

Firstly, this paper presents an overview of control power strategies found in the literature. Secondly,
a description of the MG, the experimental test bench and the proposed power control strategies are
given in Section 3. Finally, the strategies are validated by experimental tests and the performances of
the proposed methods are investigated in Section 4.

2. Related Work

The enhancement of monitoring, management and control of WTs has become an essential key to
guarantee better quality of the grid injected power. In recent years, many studies have been carried out
to improve the control of the wind energy conversion system (WECS) and develop power extraction
techniques. These techniques could be evaluated depending on the requirements of each method,
such as wind speed information, turbine parameters, use of sensors, simplicity of implementation
and robustness. The majority of studies found in the literature [14,15,19] mainly deal with MPPT
strategies. Each method has its specific advantages and drawbacks. For example, the TSR algorithm
is a simple control method that requires keeping the TSR at the optimum value by regulating the
rotational speed of the generator. It provides efficient results and a quick response. Nevertheless,
its robustness decreases when the wind speed suddenly changes. In addition, this method requires
previous knowledge of power coefficient (TSR characteristic curve) and also the use of an accurate
sensor for wind and turbine speeds, which increases the cost of the system, especially for SSWTs.
Concerning the MPPT based on OT, the PMSG torque is controlled and set to its optimal value [14-16].
This optimal reference is obtained according to the WT’s maximum power at a given wind speed.
This strategy provides a smooth output power with slow transient responses. Despite its robustness
and effectiveness, it cannot not be generalized to all turbines because it requires specific characteristics
of each WT.

Contrary to the previous techniques, some enhanced methods are developed with no need to
know the turbine characteristics, wind measurement or mechanical speed sensors [14,15,17]. The fuzzy
logic controller (FLC) is one of those methods that can be used independently or along with other
methods. According to the results reported in [20,21], the FLC can provide a fast response and a quick
change in parameters when climatic conditions change. Despite the robustness and effectiveness of
this method, it requires a large memory for resolution during fuzzification and defuzzification stages
and prior knowledge of the results in order to choose the rule base, the levels of membership function
and the appropriate error. With the development of soft computing technologies, MPPTs based on
ANNSs are becoming more and more popular. ANN techniques offer three types of layers: input,
hidden and output layers. The ANN’s architecture (number of neurons in each layer, number of
layers, etc.) is chosen depending on the task to learn. For a WT system, the input variables can be
wind speed, rotor speed, output torque, etc. The output can be a reference signal such as reference
power, reference torque, etc. This output is used to operate the converter at the maximum power point
(MPP). The authors of [22,23] show sensorless MPPT algorithms based on ANN techniques. The inputs
are the rotor speed and the output power of the turbine while the output is the optimal rotor speed.
The latter is used to control the generator and then to obtain the optimum power. This ANN-based
controller decreased the response time with the ability to provide a smooth power transition during
wind speed variations.

Furthermore, the most used MPPT methods to target the MPP for SSWTs are PSF and P&O.
Regarding MPPT-PSF, this method is based on an optimum relationship. It requires parameters of a
specific WT such as mechanical power equation or maximum power curve [2]. In these work [24,25],
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an example of controllers based on optimum relationships was reported, such as the output power
with the rotational speed or the torque with the rotor speed. These relationships make the system more
expensive (by using mechanical speed sensors) and complex (by using estimators for rotor speed).
However, some studies highlight that the use of the DC bus’s parameter in SWECS, equipped with a
PMSG and a diode rectifier, makes the system more reliable with no need to use a mechanical sensor.
This method remains simple and allows for a fast response of tracking the MPP, but defining an
accurate relationship for a real WT system is still difficult.

Concerning MPPT-P&O, this technique is the most used for power extraction. It is a simple
technique that allows for reaching the MPP without knowledge of the WT system parameters. It consists
of perturbing the system, observing and analyzing the output electrical power and then deciding
the direction of the next perturbation based on that outcome. Several variables could be perturbed
in this method, such as the DC bus voltage, the DC current and the rotational speed, or the duty
cycle of the boost converter could be adjusted [12,13]. However, it is not preferable to perturb the
rotor speed in order to avoid the use of a mechanical sensor. Moreover, the choice of the appropriate
perturbation step size is not obvious. Indeed, according to the chosen step size, the performances of
the WT (response time, oscillation around the MPP and high mechanical vibration) change. For this
reason, many authors suggested an adaptive P&O method with a variable step size. Belhadji et al. [26]
suggested an adaptive P&O method where the variable step size was calculated by multiplying the
fixed step size by a variable gain. Harrag et al. [27] proposed an adaptive duty cycle step using
proportional-integral-derivative controller based on a genetic algorithm. In [28], an ANN approach is
proposed to provide the power converter duty cycle under different atmospheric conditions.

Besides the MPPT method presented above, other control strategies, such as pitch control, could be
added to increase the performances of the WT system. These control strategies are mostly used to protect
WTs, especially when the rated power is reached while the wind speed is still increasing. SSWTs are
not concerned by this type of control since their pitch angle is always set at 0°. Even though small-scale
wind energy production should ideally operate to extract the maximum power, its exploitation can
require the use of an additional strategy to limit the generated power. Only a few studies have been
interested in limiting the generated power of SSWTs. Hui et al. [29] proposed an intelligent power
management controller for a small standalone off-grid wind energy system equipped with a PMSG.
It consists of two methods: a slope-assisted MPPT algorithm, which tracks the MPP and minimizes the
logical errors by identifying the changes in atmospheric conditions, and a power limited search (PLS)
algorithm which minimizes the surplus generated power and avoids energy dissipation.

In this paper, three LPPT-P&O algorithms for the SWECS are proposed. The SSWT used in this
work will be integrated in a DC MG. It should respect the MG constraints and requirements. In this case,
the SSWT should not always extract the maximum power but rather provide the power depending on
the needs of the MG. The proposed algorithms are P&O with fixed step size, P&O based on Newton’s
method, and P&O based on the fuzzy logic (FL) technique. All proposed methods should have the
ability to perform at two operating points. They ensure an easy transition from one point to another
depending on the user’s requirements and the turbine’s characteristics (less power loss, low generator
speed, etc.).

3. MG Overview and Experimental Test Bench

3.1. MG Overview

The SSWT studied in this work is intended to be integrated in a DC MG applied to tertiary
buildings. Figure 1 illustrates the topology of a DC MG. This MG consists of a small WT and
photovoltaic panels as renewable energy sources. Storage is added to deal with the intermittence
of power generated by this type of energy. A utility grid is also connected to the MG in order to
ensure the exchange of power. All these components are connected to a common DC bus through their
appropriate converters. The power system of this MG supplies a DC load (the building’s electrical
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appliances) which is directly connected to the DC bus through a capacitor Cp¢ in order to stabilize its
voltage. In this context, the DC power system is chosen thanks to its many advantages. Examples of
these benefits are the fact that the DC MG could efficiently integrate many DC native power generators
(photovoltaic or fuel cells), and that the majority of tertiary buildings’ electrical appliances can be DC
supplied [3].

The MG is supervised by an energy management strategy which controls each physical element by
an independent controller. This strategy aims to ensure the power balance between power production
and power consumption [30]. Therefore, the SSWT must be driven to provide the maximum power
and ensure more benefits. However, when the power provided by the WT source exceeds the needs of
the MG, this could destabilize the entire system and risk damaging components, especially when they
reach their physical limits. Thus, limiting the power provided by the WT source is a solution to keep
the power balance and prevent any critical operating situations. In this case, LPPT mode is activated
by the SSWT.

Energy management strategy
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Figure 1. The microgrid (MG) overview.
3.2. Experimental Setup for the SSWT

The WT rotor converts the kinetic energy of wind into mechanical energy. The aim of this study is
to integrate an SSWT in the DC MG already developed in a research testing platform in the AVENUES
laboratory of the Université de Technologie Compiégne, France. The experiment was conducted in a
wind tunnel, as shown in Figure 2a.

The SSWT is installed in a ventilation tunnel with an axial fan. It is placed downstream of the
WT to reduce aeraulic disturbance. This wind tunnel is also equipped with two differential pressure
transmitters (KIMO CP210) (red lines in Figure 2b). One of them is combined with a Pitot tube
(blue lines in Figure 2b) that is used as a flow transmitter. This Pitot tube measures the dynamic
pressure of the air produced by the fan in the wind tunnel and then can deduct the wind speed in m/s.
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Figure 2. (a) Wind tunnel; (b) pressure transmitters and Pitot tube.

In this study, the SSWT used is a horizontal axis WT produced by ATMB Marine. It is constructed
of five blades and the diameter of the turbine is 1.1 m. This SSWT is designed by the manufacturer to
operate at a rated power of about 400 W at 11 m/s while the maximum power is 600 W. The maximal
rotational speed is estimated to be 1250 rpm at 11.5 m/s.

The SWECS investigated in this study is based on a three-phase diode rectifier to convert AC
voltage obtained from the PMSG to DC voltage (Figure 3). A smoothing capacitor Cyr is used to
constitute the DC bus of the SWECS. Then, a controllable DC/DC converter with a controller bloc,
where the algorithms are implemented and which is driven by dSPACE, is designed to adjust the
desired power and reach the operating point. Finally, to emulate the MG load demand, a programmable
DC electronic load is used. Thus, the power required by the MG load or the user, Py, and the DC
bus voltage, vy, are used as parameters for algorithms which aim to manage the electrical power
available in the DC bus (pwr). The result provided by the controller is vwr RrEgrF.

Three-Phase
Diode Bridge
B u'ﬂif{

Wind emulator

Wind turbine

Controller
|
Vwr _REF
Vw-r >
1 Power control
p"‘” > strategy
LIM >

Figure 3. Electrical scheme and components of the studied small wind energy conversion system
(SWECS).

Prior to investigating different power control strategies, several tests are carried out within the
wind tunnel by changing the load and the wind speed. The voltage, the current and the electrical power
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in the DC bus are then measured. In addition, the mechanical speed (Q)) of the PMSG is observed and
measured in order to not exceed the maximum value recommended for this WT. Collected experimental
data are given in Figure 4.

As can be seen in Figure 4a,c, all power curves reach a maximum point and then decrease as
vwr and Q) rise. Additionally, it is noticed that each value of vyt corresponds to one value of pwr.
However, one value of iy is attributed to two values of pwr (Figure 4b). Thus, v is used as the
controlled parameter.
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Figure 4. (a) Electrical power pyr based on the bus voltage vyyr; (b) electrical power pyr based on the
bus current iyT; (c) electrical power pwr based on mechanical speed Q.

3.3. LPPT Control Strategies

The use of power control strategies to maximize the efficiency of the WT system is still relevant.
MPPT control is a well-known mechanism developed to keep the power output of the WT system at
the MPP [11] (green point in Figure 5). However, some power limitations can be associated with this
tracking method and then the WT is supposed to provide less power [29]. Thus, the LPPT mode is
chosen and activated (pink line in Figure 5). The suggested control power strategies presented in this
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study focus on LPPT characteristics and evolution. The principle of LPPT control for the WT system is
explained with the help of the pwr — vwr curve shown in Figure 5.

When the SSWT converter operates in LPPT mode, the Pj;, is under maximal value, which means
that the user or loads ask for less power. Therefore, to function correctly in LPPT mode, the absolute
value of the difference between pwr and Py, should be calculated as pgirr = [pwr — Plim|- This pgifs
must be low in order to reach the operating point. For this reason, algorithms used in the LPPT control
strategies aim to decrease the value of p;ifr as much as possible. Overall, in LPPT mode, two limited
power points (LPP1 and LPP2) could be achieved by reducing pyifs. Consequently, the pwr — vwr
curve is divided into four regions, which are characterized by different conditions (see Figure 6),
allowing the transition from one operating point to another according to the needs of the user and the
constraints of the used equipment. Thus, it is crucial to make a wise choice based on the advantages
and disadvantages of each point. To avoid the generator’s over-speeding and minimize the mechanical
stress, the proposed power control strategies should seek LPP1, whereas LPP2 ensures less power loss
and low currents. In this study, the limits of the test bench equipment restrict the WT system to operate
at a specific point. In this context, the characteristics of the SSWT used in this study (Figure 4a,c) show
that for high wind speeds, the system can operate only in LPP1. Indeed, the rotor maximum rotation
speed estimated at 1250 rpm can be exceeded while trying to reach the second point LPP2, which can
damage the WT.

- pe (W) ® ® Operating point - pu (W) ® O Operating point
paie (W) ] Pais (W)
: MPP: MPP |

PyAW
PuAW

t i 2 3 a4 /0 2 3 a4

V) | e,

(a) (b)
Figure 5. Operating cases for (a) limited power point 1 (LPP1); (b) LPP2.

The selected controller in this present study is P&O, which is very simple and allows for a fast
dynamic in tracking the operating power points. It does not require knowledge of SWECS components.
It consists of perturbing the operating voltage of the system and analyzing the resulting change of power
to decide the direction of the next perturbation. The P&O principle is used and presented in Figure 6.
It is different from the flowchart for classical P&O [11] because it takes into account two operating
points. Thus, several conditions were analyzed in order to identify the four regions (r) presented
in Figure 5. The value of vyt rgr is calculated following the conditions in Figure 6. This flowchart
measures at each k instant the variables vwr (k) and iwr(k), calculates pwr (k) and pg;s¢(k), and then
compares them with powers calculated at the k — 1 instant: pwr(k — 1) and pyisf(k —1). Three LPPT
control strategies based on P&O are presented below.
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Figure 6. Principle of perturb and observe (P&O) method for limited power point tracking (LPPT) mode.

3.3.1. P&O with Fixed Step Size

The P&O with fixed step size is the conventional algorithm that is widely used for the MPPT
method. Some direct methods focus on perturbing the converter’s variables (input voltage [13],
input current [11] or duty cycle [31]) or the inverter input voltage [32], whilst others observe the
mechanical power while perturbing the mechanical speed [3].

In this study, the P&O with fixed step size method is used to perturb the DC-bus voltage vwr (k)
to track LPP1 and LPP2. Three different perturbation step size Av (2'V,4 V and 6 V) were applied to
the system to analyze the stability and the speed tracking.

3.3.2. P&O with Variable Step Size Based on Newton’s Method

The second method used in this work is Newton’s method. It was developed to improve
the efficiency and rapidity of the traditional P&O. This method allows for calculating the variable
perturbation step size according to the operating point [8]. Indeed, if the operating point is far away
from the LPP, the step size increases rapidly to approach the LPP. Conversely, if the operating point
is close to the LPP, the step size decreases. In this method, the root value is calculated through the
following equation [33]:

F(Xn)
F'(Xn)’

Xpp1 = Xn — @D
where X, is the initial value of X, F(X,) represents the value of the at the point X,, and F’'(X},) is the
derivative of function at X;;. The Newton’s method applied in this study depends on the evolution of
paiff as a function of vyyr. The calculation of step size following this technique is based on the iterative
method mentioned in Equations (2)—(7) for each k instant as shown below:
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Xn = Z)WT(k), (2)
Xuy1 = owr(k+1) = owr _rer(k), 3)
F(Xu) = F(owr(k)) = paifs(k), (4)

Apais(k) szff() pairf(k—1)

FI(Xn) =F (UWT(k)) AUWT( ) UWT(k) UWT(k_ 1) ’ (5)
owr_rer (k) = vwr (k) + Ao, (6)
Ao — paiff (k) / )

Apaiff (k) [ 50,7 ()

The variable step sizes provided by this method were limited for protection and saturated to 2 V,
4V and 6 V in order to compare their performances with the ones provided by the method with the
fixed step sizes.

3.3.3. P&O with Variable Step Size Based on FL

The variable step size based on the FL. method is gaining popularity as a method for the MPPT
technique. It was used by many authors [17] to extract the maximum power thanks to its fast
convergence and handling the non-linearity of the system. However, few studies have been carried
out using this method to investigate the WT’s performances when limited power is required [34].
The FL method consists of mapping the input space and the output space through logical operations.
This method’s realization process is divided into three steps: fuzzification, fuzzy reasoning and
defuzzification [8] (Figure 7). In order to calculate the variable step size, the inputs here are the slope
(Apwr (k) / Dowr (k))and pgiff(k). They are converted, during the fuzzification process, into fuzzy
linguistic sets using the Mamdani method [8] and the universe of discourse of the inputs and the output
is normalized into [-1, 1]. Thus, u; is the first normalized input corresponding to (Apwr (k) / Avwr(k))
and uy is the second normalized input corresponding to pgjs (k). These fuzzy sets are then analyzed
by the fuzzy reasoning surface where a fuzzy output s is obtained by using fuzzy rules. To simplify
the study, forms of membership function were selected as triangular and trapezoidal. Furthermore,
the defuzzification process converts this fuzzy output to the desired output value Av and the operator
used in this study is the center of gravity. The FL controller presented in this study allows for examining
the first input and, if this value is greater than zero, the step size increases until the LPP is reached. If it
is less than zero, the opposite occurs until the operating point is reached. The second input is then
used to adjust the value of the step size and determine the region of the operating point.

Rules
u 2-D T(u)
ot N
S S AV
u2
Pain (k) —>
Fuzzy logic table
Fuzzification Fuzzy reasoning defuzzification

Figure 7. Structure of fuzzy logic (FL) controller.

The fuzzy subsets corresponding to the first input (Apwr (k) / Avwr(k)) are divided into five values:
negative big (NB), negative small (NS), zero (ZE), positive small (PS) and positive big (PB), while the
second input py; ff(k) is divided into three values: negative (N), zero (Z) and positive (P). For example,
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if the value of pg;¢f(k) is zero, whatever the value of the slope is, the predefined value assigned to the
output s is zero, which means that the LPP is reached. All rules are provided in Table 1. As in the
previous method, the variable step sizes provided by this controller were limited to2V,4 Vand 6 V.

Table 1. Rule base for LPPT mode. (N: negative; P: positive; Z: zero; S: small; B: big)

i Paie(k)

N V4 P
Avwr(k)
NB z z z
NS P z n
ZE p z n
PS P z n
PB z z z

4. Experimental Results and Discussion

4.1. Performance of Proposed Power Control Strategies

In order to demonstrate the effectiveness and applicability of the proposed power control strategies,
algorithms were performed using MATLAB Simulink. At first, the simulations were carried out to
investigate the performances of the WT under varying step sizes for each algorithm. Due to the
constraints linked to the characteristics of the WT studied in this work, two points, LPP1 and LPP2,
allow for reaching the same power for a specific wind velocity. They are examined in Figure 8. Thus,
the wind speed is fixed at 6.5 m/s and the limited power (P};,) at 50 W, which is under the maximal
power provided in this case. After studying the performances of each proposed control strategy,
a comparison of the results with a specific step size is carried out.
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2
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0 . . . . . .
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V)
Figure 8. pyyr based on vyt for selected wind speed.

4.1.1. P&O with Fixed Step Size

Figures 9 and 10 present the experimental results of P&O with three different fixed step sizes
(2,4 and 6 V) to target LPP1 and LPP2 for a wind speed of 6.5 m/s. As can be seen in these figures,
the power generated (pwr) for different fixed step sizes is oscillating at around 50 W for both LPP1
and LPP2, whereas the voltage (vyy) varies close to 15 V and 60 V for LPP1 and LPP2, respectively.
This corresponds to the selected case (see Figure 8). In addition, during the transition from LPP1 to
LPP2, the current decreases approximately from 3.5 A to 1.5 A (Figures 9d and 10d).

It can be obviously observed in the figures that according to the voltage perturbation step size,
the results are not similar. Indeed, increasing the step size leads to a faster response with more



Appl. Sci. 2020, 10, 8030 12 of 22

power oscillations around the Py, and, hence, less efficiency. In contrast, a smaller step size enhances
efficiency, but reduces the convergence speed. This is in agreement with the results found in the
literature [35,36]. In addition, comparing LPP1 and LPP2 reveals that working in LPP2 point leads to
more power oscillations around the Py;p,. This could be related to the rotor speed, which is less braked
in LPP2, inducing an increase in the voltage and the rotor speed and thus generating more power
oscillations compared to LPP1.
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Figure9. Fixed step-size P&O for LPP1: (a) evolution of step size Av; (b) evolution of pyyT; (c) evolution of
owr; (d) evolution of ipy.



Appl. Sci. 2020, 10, 8030 13 of 22

8 120
Av=2V Av=4V Av=6V pWsz pWTf4 pWTfS Piim
Jin sunAnininin _ NI
100 | Frl o \
ST L LT ELEE L]
Ll | | [l
L ] B ATy NN
s : | iy
< S ‘
2 L L - BN
40 ‘
4 H R - ‘l“
6l L L EER L L 20 ‘c
|
-8 L L . .
0 50 100 150 Oo 50 100 150
t(s) t(s)
(a) (b)
80 10 : .
Ywi's Ywrla Ywr's Ty Ty Ty
70 - .
| i 8t
60 .
50' H b 6'
S <
S 40 5]
>
301 H 1 ’
’J u”
20 - ‘
"”WV “ W R
or P!PV"""H
0 ' - .
0 50 100 150 0 50 100 150
{(s) {(s)
() (d)

Figure 10. Fixed step-size P&O for LPP2: (a) evolution of Av; (b) evolution of pyyr; (c) evolution of
uwr; (d) evolution of ipyT.

4.1.2. P&O with Variable Step Sizes Based on Newton’s Algorithm

Figures 11 and 12 present the experimental results of P&O with three different variable step sizes,
which are limited to 2, 4 and 6 V, in order to target LPP1 and LPP2 for a wind velocity of 6.5 m/s.
The power generated (pwr), for different varied step sizes, follows the user recommendation well.
It oscillates at around 50 W for both LPP1 and LPP2, whereas the voltage (vwy) varies close to 15 V and
60 V for LPP1 and LPP2, respectively. In addition, concerning the current, it varies from 3.5 A to 1.5 A
for LPP1 and LPP2, respectively.

As for the P&O with a fixed step size method, the performances differ according to the selected
step size. A larger step size leads to a faster transient response with more power oscillations around the
Piim and, hence, less efficiency. Contrariwise, a smaller step size enhances efficiency, but reduces the
convergence speed. These results mean that with the variable step size method, a compromise must be
chosen between the state of dynamic transient response and the oscillation state. In addition, working

in LPP2 point leads to more power oscillations around Py, for all variable step sizes compared to
LPP1 point.
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Figure 12. Newton’s variable step-size P&O for LPP2: (a) evolution of Av; (b) evolution of pwr;
(c) evolution of vyy; (d) evolution of ipT.

4.1.3. P&O Based on FL

Figures 13 and 14 illustrate the experimental results of P&O based on the FL method. In the same
way as previous methods, the voltage perturbation step sizes were limited to 2, 4 and 6 V to be tested
and to achieve LPP1 and LPP2 points, for the same wind speed (6.5 m/s). The results show that the
pwr for different step sizes oscillates near to 50 W for both LPP1 and LPP2, whereas the vy varies
close to 15V and 60 V for LPP1 and LPP2, respectively. The current (iyyr) evolves inversely with the
voltage and decreases during the transition from LPP1 to LPP2.

Whatever the step size is used, the FL method allows fewer power oscillations around Pjir, which
leads to more efficiency. However, the response timeliness differs depending on the step size. Indeed,
increasing the step size leads to reaching Py, quickly. Moreover, the results also reveal that there are
more power oscillations for LPP2 compared to LPP1. This confirms what was observed in the fixed
step size and Newton’s methods while comparing between LPP1 and LPP2.
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Figure 13. Cont.
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Figure 13. FL variable step-size P&O for LPP1: (a) evolution of Av; (b) evolution of pyr; (c) evolution
of vwr; (d) evolution of iyyr.
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Figure 14. FL variable step-size P&O for LPP2: (a) evolution of Av; (b) evolution of pyr; (c) evolution of
owr; (d) evolution of ipy.
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4.1.4. Comparison of the Power Control Methods

In order to compare the performances of the proposed power control methods previously
mentioned, the voltage perturbation step size of 4 V is selected. Figure 15a,b depict the effectiveness
and the system response for LPP1 and LPP2. It can be observed that the response timeliness is identical
whatever the algorithm method used. In contrast, the oscillation state differs according to the power
control method. The FL method’s power control has better dynamic performances with more steady
oscillations compared to the fixed step size and Newton’s methods.

Figure 16a,b represent the descriptive statistical analysis (called a boxplot) of these three selected
methods. The boxplot is a standardized way of displaying the dataset based on a five-number summary
i.e., the minimum, the maximum, the sample median, the first quartile (25th percentile) and the third
quartile (75th percentile). The results clearly show a huge power variation of the fixed step size and
Newton’s methods compared to the FL technique, despite having roughly the same mean and median
(around 49-50 W) (Table 2). The variability could be calculated by measuring the interquartile range
(IQR) which means the difference between the third and first quartiles (the distance covering 50%
of the data). Regarding LPP1 (Figure 16a), the IQR values are 29, 11 and 3 W for the fixed step size,
Newton’s and FL methods, respectively, whereas for LPP2 (Figure 16b), the IQR values are 32, 12 and
5 W for the fixed step size, Newton’s and FL methods, respectively. These values reflect the power
oscillations’ variations for each technique. In addition, when comparing boxplot results between LPP1
and LPP2 for the same method, it is obvious that the power oscillations around LPP2 are larger than
those around LPP1. However, if there is a possibility to work in both LPP1 and LPP2, the priority
should be given to LPP2. Indeed, as losses are mainly related to the current, LPP2 is placed in the high
voltage and low current side, which insures less power loss. Yet, sometimes the system should operate
in the low voltage and high current side (LPP1) to respect the equipment’s physical limits (to avoid
reaching the maximal generator speed and minimize the mechanical stress).

Summarizing all presented results, it can be concluded that all proposed LPPT control
strategies are able to work properly, reach operating points and identify the direction of the next
perturbation. However, the performances of the FL. method are better, despite its complexity when
implemented. FL enhances the overall efficiency and eradicates the limitations of the fixed step size
and Newton’s methods.
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Figure 15. Comparison of experimental results: (a) evolution of pyr at LPP1; (b) evolution of pwr
at LPP2.
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Table 2. pyt reached using different control method strategies. SD: standard deviation.

Pwr (W)
Control Strategy Method  LPP1 (Mean + SD)  LPP2 (Mean + SD)
Fix step size 48.6 +15.4 49.8 +19.3
Newton’s method 49.5 +10.0 483 +12.7
Fuzzy logic 496+24 493 £5.6

4.2. Impact of Sudden Variations on the Performance of the WT System

The impact of a sudden increase and decrease in limited power and the variation of wind speed
on the SSWT’s performances by using the proposed power control strategies is investigated. The LPP2
is selected as the operating point since it allows the system to work in the low current and high
voltage side.

4.2.1. Power Variation

The change of power represents a frequent situation in LPPT mode. Figure 17a,b depict two cases
of a sudden variation of power, i.e., the sudden increase and decrease in power. The selected P} 1 and
Pjim2 correspond to 50 W and 82 W, respectively. For both cases, the wind speed is maintained constant
at 6.5 m/s. It can be clearly observed in the case of a sudden increase and decrease in power that all
power control strategies operate successfully with a difference in terms of oscillation as described
previously. The required time to make a transition to the new operating point is almost the same for
all power control strategies. However, the decrease in power requires more time than the increase in
power. It means that the increase in power from Pji, 1 to Pji2 needs 13 s, while it takes place within
20 s in the opposite case. It is important to also note that the FL technique stabilizes quickly compared
to the fixed step size and Newton’s methods in the case of an increase and decrease in power.

4.2.2. Wind Speed Variation

The sudden change of wind speed represents the most critical situation for the wind system
stability. Despite the variation of wind speed, the pyyr must reach the Pj;,, recommended by the
user. A wind speed profile varying from 6.5, 5.5 to 4.5 m/s and a limited power of 50 W are selected
(Figure 18). Based on different tests performed to characterize the WT for the selected wind speeds,
a presentation of pwr-vwr and pwr- t curves are illustrated in Figure 19. As can be clearly observed,
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all proposed power control strategies have an identical behavior during wind speed variation. At the
start, the wind speed is 6.5 m/s and the system is following the Pj;, of 50 W which is situated at point 1
with a voltage of 63 V. With the weather’s variation, the wind speed drops to 5.5 m/s, but the Py, is
maintained at 50 W. Indeed, prior to reach point 2, the power decreases to 12 W and is then raised
to reach the Pjip. In this case, the WT is still able to deliver that power since Pji,€ pwr-vwr curve.
Later on, the wind speed drops to 4.5 m/s and, thus, the power drops to 20 W. Since the Pj;,, has
become higher than the maximum power that can be generated for this wind speed, the system is
unable to deliver it. In such case, the algorithms of the proposed power control strategies are adapted
to avoid the drop in power to 0 W if the Pj;,, cannot be reached. Therefore, as can be seen in Figure 19a,
when the Py, is not found, the system searches for the MPP (point 3) delivered under this wind speed.
In addition, it is also important to notice that the time required to make the transition to the new
operating point is almost similar for all proposed power control strategies. However, what changes is
the oscillations’ state around Pjip,. Overall, there are very large oscillations around Pj;, when the wind
speed is high, which could be related to the increase in machine vibrations. Furthermore, it is evident
that the FL technique allows for getting better performances around Pjir, even with a sudden change
of wind speed compared to the fixed step size and Newton’s methods.
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Figure 17. Drop in power: (a) sudden increase of Pjy,; (b) sudden decrease in Pjjp,.



Appl. Sci. 2020, 10, 8030 20 of 22

8 T T !
wind-speed-reference wind-speed-mesured
7 .
2 \
£ [
3
8 U TRYANT Al
4
T 5
S
: L]
4 +
3 ! ‘ ‘
0 50 100 150 200
t(s)
Figure 18. Wind velocity profile.
100
100 Pwitz Ptz Pyl Piim | P’z Pwr"2 Pury Piim
80 i
I “‘ v |
s S (A IRAILL
“ 1 S IM' H I
= 3 1§ = Q ]
2 40 ( ‘ (e
20 /Cross MPP
0 . . * . . 0 :
0 10 20 30 40 50 60 70 0 50 2(0;)) 150 200
Vyr(V)
(@) (b)

Figure 19. Drop in wind velocity: (a) pwt based on vyyr; (b) evolution of pyyr in time.
5. Conclusions

In this study, the performances of LPPT control for an SSWT were investigated. Three different
LPPT control power strategies for an SSWT were proposed and tested in order to compare their
characteristics and study the effect of some sudden variations (i.e., power variation and weather
condition change) on their performances. The proposed methods are the fixed step size, Newton’s
method and the FL technique. All these methods are based on the P&O principle. The results show
that whatever method is used, the system operates correctly, reaches LPPs, and identifies the direction
of the next perturbation. However, what changes are the performances of each method. At first,
the results differ according to the perturbation step size used. Indeed, for the fixed step size and
Newton’s methods, a large step size contributes to a faster dynamic response but excessive steady-state
oscillations, which result in a low efficiency. This situation is reversed when the LPPT is running with
a smaller step size. Thus, the LPPT with a fixed step size and variable step size based on Newton's
methods should make a satisfactory tradeoff between the dynamics and oscillations. Regarding the FL
method, it has better dynamic performances with more steady oscillations compared to the fixed step
size and Newton’s methods. In addition, it is also clearly demonstrated that all methods react correctly
during a sudden change of power and wind velocity. They change in an identical way in terms of
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the response time. The FL technique stabilizes quickly compared to the fixed step size and Newton's
methods, both in power increase or decrease and in rapid change of wind velocity. This method is also
interesting for the control of an SSWT in a DC MG. Indeed, it will guarantee less fluctuation in the
generated power that can be injected into the public grid.

Future work will concern an effective integration of the SSWT in a DC MG with the adaptation
of the proposed control strategies to the constraints linked to the management of power flow in this
electrical structure.
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