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Abstract: In this contribution, we introduce the concepts of logical entropy and logical mutual
information of experiments in the intuitionistic fuzzy case, and study the basic properties of
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1. Introduction

The notions of entropy and mutual information are basic notions in information theory [1] and,
as is known, the customary approach is based on Shannon’s entropy [2]. Let P = (p1,...,pn) € R"
be a probability distribution; Shannon’s entropy of P is the number H;(P) = Y. ; s(p;), where
s:[0, 1] — [0, o) is the Shannon function defined by s(x) = —xlogx, for every x € [0, 1].
Remark that it used the convention (based on continuity arguments) that 0 -log0 = 0. The idea
of Shannon’s entropy was generalized in a natural way to the Kolmogorov—Sinai entropy h(T) of
dynamical systems [3-5], which allows dynamical systems to be distinguished. Kolmogorov and
Sinai applied the entropy h(T) to prove that non-isomorphic Bernoulli shifts exist. Of course, the
theory of Kolmogorov-Sinai entropy has many other important applications. For this reason, various
proposals were made to generalize the Kolmogorov-Sinai entropy concept. In [6], we generalized the
Kolmogorov-Sinai entropy concept to the case of a fuzzy probability space [7]. This structure represents
an alternative mathematical model of probability theory for the situations when the considered events
are fuzzy events, i.e., events described unclearly, vaguely. Further proposals for fuzzy generalizations
of Shannon’s and Kolmogorov-5Sinai entropy are presented e.g., in [8-17]. It is known that there exist
many ways to define operations for modeling the union and intersection of fuzzy sets; an overview
was listed in [18]. We remark that while the model studied in [6] was based on Zadeh’s fuzzy set
operations [19], in our study [14], the Lukasiewicz fuzzy set operations were used.

Since its inception in 1965, the fuzzy set theory has been continually developing, and it has
been shown to be useful in many disciplines. It has been applied to many mathematical areas, such
as algebra, analysis, clustering, graph theory, measure theory, probability theory, control theory,
optimization, topology, and so on. Currently, algebraic structures based on fuzzy set theory, such as
MV-algebras [20-28], D-posets [29-31], effect algebras [32,33], and A-posets [34-36], are intensively
studied. There are also interesting results about the Kolmogorov type entropy on these structures;
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some of them can be found, e.g., in [37-43]. Moreover, the fuzzy set theory also has significant practical
applications; applications of this theory can be found, for example, in control engineering, data
processing, management, logistics, artificial intelligence, computer science, medicine, decision theory,
expert systems, logic, management science, operations research, pattern recognition, and robotics.

In 1983, Atanassov introduced a more general fuzzy theory—intuitionistic fuzzy sets
theory [44-46]. Recall that while a fuzzy set is a mapping 114 : QO — [0, 1] (Where the considered
fuzzy set is identified with its membership function y 4), the intuitionistic fuzzy set (shortly, IF-set) is
apair A= (pa, va): Q— [0, 1] x [0, 1] of fuzzy sets for which the condition 4 (w) + v4(w) <1,
for every w € (), is satisfied. The function y 4 is called the membership function of A, the function v4
is called the non-membership function of A. Evidently, each fuzzy set 14 can be regarded as an IF-set
A = (pa, 1 — pa). Each result that applies to IF-sets also applies to the case of fuzzy sets. Of course,
the opposite implication is not valid, e.g., the representation theorem of IF-states does not follow by
the corresponding result for fuzzy states. The theory of IF-sets represents a non-trivial generalization
of the fuzzy set theory; thus, the IF-sets provide opportunities to model a larger class of real situations.
We remark that a probability theory on intuitionistic fuzzy events has been elaborated in [47], see
also [48]. Some results about the Kolmogorov type entropy for the case of intuitionistic fuzzy sets are
given e.g., in [49-53].

When solving some specific problems, instead of Shannon’s entropy it is more appropriate to use
an approach based on the concept of logical entropy [54-57]. If P = (p1,..., pn) € N" is a probability
distribution, then the logical entropy of P is defined by the formula H(P) = Y.I' ; pi(1 — p;). In [57],
historical aspects of the logical entropy formula H(P) are discussed and the relationship between
logical entropy and Shannon’s entropy is examined. The concepts of logical conditional entropy and
the logical mutual information have been introduced as well. We note that some results about the
logical entropy on some of the above mentioned algebraic structures, based on fuzzy set theory, can be
found e.g., in [58-62].

The purpose of the present work is to study the logical entropy and logical mutual information
of experiments in the intuitionistic fuzzy case. The paper is organized in the following way. In the
following section, basic definitions and notations are provided. In Section 3, the concept of logical
entropy for the case of intuitionistic fuzzy experiments is introduced, and basic properties of the
proposed measure are shown. In Section 4, we introduce the concepts of logical mutual information
and conditional mutual information of intuitionistic fuzzy experiments and derive some properties
of these measures. In Section 5, using the suggested concept of logical entropy, we define the logical
entropy of IF-dynamical systems. It is shown that the logical entropy of IF-dynamical systems is
invariant under isomorphism. Finally, an analogy of the Kolmogorov-Sinai theorem on generators for
IF-dynamical systems is proved. Section 6 contains a brief summary.

2. Basic Definitions, Notations and Facts

In this section, we provide basic definitions, notations and facts that will be used throughout
the contribution.

Definition 1. By an IF-event we will understand a pair A = (pa, va) of functions pa, v4: Q — [0, 1]
with the property pa(w) + va(w) < 1, for every w € Q.

In the following, we will use the symbol F to denote the family of all IF-events. Analogously
as in the fuzzy case, there are many possibilities to define operations for modeling the union and
intersection of IF-sets (see e.g., [63—-65]). We will use the operations ¢, and - defined as follows.
In the family F we define the partial binary operation & in the following way: if A = (4, v4),
and B = (up, vp) are two IF-events, then A& B = (ua + up, va +vp — 1a). Here, 1 denotes
the function defined by 1n(w) = 1, for every w € Q) . Similarly, we denote by 0, the function
defined by 0q(w) = 0, for every w € Q). Evidently, if A, B € F, then A @ B exists if and only if
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pa+up < lg,and v4 +vg > 1. The zero element of operation @ is the [F-event 0 = (0, 1q).
Indeed, A® 0 = (pa, va) ® (0, 1a) = (4a, va) = A, for any A € F. Further, in the family F,
we define the binary operation - in the following way: if A = (ua, va), and B = (up, vp), then
A-B = (,‘MA -up, 1o — (10 — I/A) . (1Q —VB)) = (‘MA - U, VotV — V4 - VB). Putl = (10, OQ).
Evidently, A-1 = A, forany A € F. The IF-event 0 = (0, 1q) is interpreted as an impossible event;
the IF- event 1 = (1, 0q) as a certain event. It can easily be verified that, for any A, B, C € F, the
following conditions are satisfied:

(F1) A ® B = B @ A if one side is defined in F (commutativity);
(F2) (A@B)®C=Aa® (BaC) if one side is defined in F (associativity);
(F3) if A@® Bexists, thenC-A@® C-Bexists,andC- (A® B)= C-A&C-B.

Since in the fuzzy case the inequality p4 < pp impliesvy = 1o — ua > 1g — pp = v, in the
family F it is natural to define the relation < as follows: if A = (4, v4), and B = (up, vp) are two
IF-events, then A < Bif and only if p4 < up, and v4 > vp. The relation < is a partial order such that
0 <A <1forall A€ F.Gutierrez Garcia and Rodabaugh have proved that intuitionistic fuzzy sets
ordering and topology are reduced to the ordering and topology of fuzzy sets [66]. Another situation
is in measure theory, where the intuitionistic fuzzy case cannot be reduced to the fuzzy case.

Definition 2. A map m : F — [0,1] is said to be a state if the following conditions are satisfied:

(i) m(A® B)=m(A)+ m(B), whenever A & B is defined in F;
i) m(1) =1.

Example 1. Consider a probability space (), S, P), and put

F={A=(pa, va); pa, va: Q— 1[0, 1] are S— measurable with us+ vg <1lqn}.

It is easy to verify that the mapping m : F — [0, 1] defined, for any element A = (ua, va) of F, by
the formula:

m(A) :/QyAdP +0¢(1—/Q(VA+ va)dP), a € [0, 1], 1)

is a state. Namely, for every A, B € F such that A ® B exists, we have:

m(A®B) = [ (pa+ up)dP +a (1— [ (Ha+ pp+va+vp—1q)dP)
= Jo (pa+ up)dP +a (2— [ (pa+ pp+va+vp)dP)

= JonadP + a (1= [ (patva)dP) + [ ppdP +a (1 — [ (up+vp)dP)
— m(A) + m(B),

and
m(1) = m((1qa, OQ)):/QdP + a(l—/QdP):1+a(1—1):1.

Remark 1. Rie¢an and Ciungu have shown in [67] that any continuous state m defined on a family F of all
S-measurable IF-events has the form (1). In more detail, if a state m defined on a family F of all S-measurable
IF-events is continuous (i.e., A, /* A implies m(Ay),/ m(A)), then there exist exactly one probability measure
P: S— 10, 1], and exactly one a € [0, 1] such that:

m(A) = /QyAdP +a (1—/0(}!/\-1- vp)dP ), forany A = (ua, va)of F.

Definition 3. By an IF-partition of F, we will understand a finite collection ¢ = {Aq, ..., Ay} of elements of
F such that ®!'_, A; exists, and m(S"_ | A;) = Liy m(A;) = 1.
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Remark 2. A classical probability space (Q), S, P) can be regarded as a family of IF-events, if we put F =
{(xe, 1o — xe); E € S}, where xg is the characteristic function of a set E € S; the mapping m : F — [0, 1]
defined by m((xg, 1o — xe)) = P(E), is a state on F. A usual measurable partition {Eq, ..., E,} of a space
(Q, S, P) (ie., any sequence {Ey, ..., En} C S such that Ul E; = Qand E;NE; = @ (i # j)) can be
regarded as an [F-partition, if we consider (xgi, 1l — Xki) instead of E;. Namely, E; N E; = @ (i # j) implies
Yl xei(w) <1, for every w € Q, and hence ®}_,(xg,, 1o — X,) exists. Moreover, we have:

m(S (xe, 1o —xg)) = m((Tiiy xgr 1o — Xitg XE;))
m((xur e 1o = xur k) = P(ULE) = P(Q) =1,

and the equality P(U}_,E;) = Y_I'| P(E;) implies:
n

m(®; (xe, 1o — xg))= Y m((xg, 1o — XE))-
i=1

Definition 4. Let £ = {Ay,..., A}, 7 = {By,..., B} be two IF-partitions of F. The IF-partition 1 is said
to be a refinement of ¢ (with respect to m) if for each A; € ¢ there exists a subset a; C {1,..., ]} such that
m(A;) = m(®jew,Bj) = Ljco, m(Bj), i Ny = @, fori # j,and Ul_ja; = {1,...,J}.

In the case that 7 is a refinement of ¢, we write { < 7.

Denote by M the family of all mappings A = (pta, va): Q — [0, 1] x |0, 1]. If A = (pa, va),
and B = (up, vp) are two elements of M, then we put A@® B = (ua + pp, va +vp — 1g), and
A - B = (pa-Up, va+vp —va-vp).

Theorem 1. Let m : F — [0,1] be a state. Then, the mapping i : M — [0, 1] defined, for any element
A= (‘uA/ VA) Of M, b]/

((pa, va)) = m((na, 0a)) —m((0q, 1 - va))

is a state, and m/ F = m, i.e., W(A) = m(A), forany A € F.
Proof. The proof can be found in [68]. T
Proposition 1. Let A € F such that m(A) = 1. Then, m(A - B) = m(B), forany B € F.
Proof. Put C = (1 — pa, 1o — va). Then:

ASC=(pa+1qg—pa, va+tlag—va—1q) = (lg, 0q) =1,

A-B®B-C= (yA-yB, Vg + VB _VA'VB)®(VB(1Q_HA)/ vp+1ag—va—vg(lg—v4)) =B,
1=m(A)+m(C)=1+m(C),
hence, 7(C) = 0. From the monotonicity of i it follows (B - C) < m(C) = 0.
Therefore:
m(B) =m(B) =m(A-B)+m(B-C)=m(A-B)=m(A-B).

Proposition 2. Let § = {Ay,..., An} be an IF-partition of F. Then Y. ; m(A; - B) = m(B), forany B € F.

Proof. Since m (@?:1Al-) = 1, by Proposition 1 and (F3) we get:

m(B) = (8 A) - B) = m(&!_y(A; - B)) = iw(Ai B).
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Definition 5. Let ¢ = {A1,..., A1}, 1 = {B1,..., By}, be two IF-partitions of F. Their join \ 1 is
defined as the system { V 1 = {Ai-Bj; i=1,...,1,j=1,...,]}, if E# n,and ¢V ¢ =¢.

Theorem 2. If ¢, 1 are two IF-partitions of F, then ¢V 1 is also an IF-partition of F,and ¢ < ¢V 1,
=gV
Proof. Let ¢ = {Ay,..., A1}, 7 = {By,...,B;}.Since ®!_; A;, and 69]].:1B]' exist, according to (F3) we
obtain that &!_; 69]121 (A; - Bj) also exists, and ol 69]121 (Ai-Bj) = (@A) (69]121 B)).

By Definition 2 we have:

rJj
m(@ly o (A B)) = 12 ) m(4;-B).

i=1j=1

Moreover, using Proposition 1 we get:
(@l o, (A B)) = m((@,4) - (8]_,B))) = m(&]_,B)) = 1.

This means that§ VvV 7 = {Ai ‘Byi=1,...,1, j=1,.. ., J} is an IF-partition of F.

Since the system ¢V 7 is indexed by {(i,j);i=1,...,I, j=1,...,]}, we put a; =
{(G,1),...,, )}, i = 1,2,...,1 Since m(@]llej) = 1, according to Proposition 1 and (F3), for
i=12,...,1, weget:

J
m(A;) =m((@_1B)) - A)) =m (@), (B;- 4)) = ) m(4;- ) - ; m(Ar - Bj).
j= rj)€a;

However, this means that§ < ¢V 5.

3. Logical Entropy of IF-Partitions

It is obvious that each IF-partition § = {A1,..., A, } represents, from the point of view of classical
probability theory, a random experiment with a finite number of results A;, i = 1, 2,...,n, that are
intuitionistic fuzzy events, with a probability distribution p; = m(A4;),i =1, 2,...,n. Namely, p; > 0
fori=1,2,...,n,and Y. ; p; =Y.' ; m(A;) = 1. For that reason, we define the logical entropy of
&={A1,...,An} as the number:

H(E) =) m(A)(1 - m(A)). @
i=1

Since Y/ ; m(A;) =1, we can also write:
n

H(E) =1- Y (m(A;)> 3)

i=1

Remark 3. Evidently, the IF-partition § = {1} has zero logical entropy.

Example 2. Consider the measurable space (C),S), where Q) is the unit interval [0,1] and S is the
o—algebra of all Borel subsets of [0,1]. Now, we can consider the family of all S-measurable IF-events
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F = {A=(pa, va); va, va: [0,1] — [0, 1] are S — measurable with pua+ vy < 1q}, and the
state m : F — [0, 1] defined, for any element A = (ua, va) of F, by the formula:

1 1
A):/O padx +1—/O (a+ va)dx.

Put Ay = Ay = (0.1g, 0.5q). Since A1 @ Ay = (0.2, 0q) (and therefore A1 @ A, exists), and
m(A; @ Ap) = fol 02dx +1— fol 0.2dx =1, theset { = {A1, Ay} is an IF-partition. It has the m-state
values 0.5, 0.5 of the corresponding elements and the logical entropy H(¢) = 0.5.

Some basic properties of the logical entropy of IF-partitions are listed below.

Theorem 3. Let ¢, i1 be two [F-partitions of F. Then:

@ H(E)=0;
(i) ¢ < nimplies H() < H(n);
(iii) H(Z V) =max(H(Z); H(n)).

Proof. The property (i) is evident. We will prove the second property. Let § = {A1,..., A1}, 7 =
{Bl,...,B]}, ¢ < 1. Then, for any A; € { there exists a subset a; C {1,...,]}, such that m(A;)
= Zjeai m(Bj), a;jNaj =g, fori # j,and U{zlai ={1,...,]}. Hence, we can write:

H(E) =Tl m(A)(1—m(A) = T (m(A) = m(4;) m(A,)
= £t (Ljea, m(B) = Ljew m(B)) Ljew, m(B)) )

As a consequence of the inequality (a4 b)* > a? + b2, which is true for all non-negative real

numbers a, b, we get:
Y. m(By) Y m(B) = Y (m(B))%, i=1,...,L

jew jew; jew
Therefore:
H@) SZ:1'1:1 (Zjetxi ( ) Z]Ga,(m B])) )
=Yl jea, (m(B) = (m(8)))?)
Y (B <B]>>
= H(n).

The inequality (iii) is a simple consequence of the previous property and Theorem 2. [

Definition 6. If ¢ = {Ay,..., A}, 7 = {By,..., B} are two IF-partitions of F, then the conditional logical
entropy of ¢ assuming a realization of the IF-experiment 1 is defined by the formula:

H(¢/n) 212 m(B;) —m(A; - Bj)). 4)
=17
Remark 4. Since m(A; - Bj) < m(B;), for the conditional logical entropy it holds that H(G /1) > 0. If we put

n = {1}, then H(C/W) H(C)
Remark 5. Since by Proposition 2, it holds that Zle m(A; - Bj) :m(Bj),forj =1,...,], we can also write:
)

I ]
H(E/n) =) (m(B)* =Y ) (m )%. ()

j=1 i=1j=1
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Theorem 4. Let ¢, 7 be two IF-partitions of F. Then

H(¢/n) =H(GVn)—H(1). 6)

Proof. Assume that § = {Ay,..., A1}, 7 = {By,..., B;}. Let us calculate:

H(p)+H(E /) =1— L) (m(B))* +L); (m(B))* = £ X), (m(A; - B)))?
=1-Yl X, (m(A;-B))* =H(E Vv n).0

Remark 6. As a simple consequence of Theorem 4, we get:

H(EV#y)=H()+Hn/%), 7)

and according to Definition 5 we obtain that H(¢/¢) = 0.

Theorem 5. Let ¢,y be two IF-partitions of F. Then

(i) H(¢/n) <HQ);
(i) H(ZVn) <H(G)+ H(n).

Proof. (i) Assume that § = {A4,..., A1}, 1 = {Bl, cer, B]}. Since by Proposition 2, we have:

J
Zm(Ai . B]) = Wl(Al'), fori = 1,...,1,
j=1

fori=1,...,1,itholds:

¥y m(A; - By) (m(B) — m(A;-B) < (T)ym(4;-B))) (T), (m(B)) — m(A;-By)))
m(A;) (T, m(B;) —T_y m(4; - By))
m(A)(1—m(Ay)).

Therefore, we get:

H(E/n) =Yi, 2}:1 m(A; - Bj)(m(B;) —m(A; - B)))
< Yl m(A)(1—m(A))
= H({).

(ii) The property (i) along with (7) implies:
H(& V) =H(n)+H(/n) <H(n)+H().
The proof is complete. [

Theorem 6. Let ¢, 17, ¢ be IF-partitions of F. Then

H(¢Vn/g) =H({/g)+H(n/gV¢).
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Proof. Let § = {A;,..., A1}, 1 = {Bi,..., B}, ¢ = {Ci,...,Ck}. Then by Equation (5) we get:

H(¢/¢)+H(n/gV{)

=YK (m(C)? — Tl XK (m(A - G+ I B (m(Cr - Ay)) — 2]1:1 Y1 Ll (m(B; - Ci- Ap))
= L (m(C))* — Ty o L (m(By - G- A))?

=H(¢Vn/g).O

2

Theorem 7. Let §1,Co, ..., Cn and 1 be IF-partitions of F. Then

@) H(GV &V .. V) =HE) + T HE/ Vicy &0
() H(Viy &/n) =H(G /1) + T HE/ (V2 &0 Vo).

Proof. (i) We shall prove the statement using mathematical induction. By Equation (7), we have:

H(&1V ¢2) =H(Z1)+H(82/61)-

For n = 3, using the previous equality and Theorem 6, we get:

H(¢1 V&2V Es) =H(G1)+H(E2V E3/81)
= H(1)+H(82/81)+H(S3/82V ¢1)
= H(G1)+X7, H(Gi/ V123 G-

Now let us suppose that the result is true for a given n € N. Then

H(GVE&EV...VEu Vi)

=H(E& V&Y. VE)HHE /G VGV ...V E)

= H(§1) +Xi o H(&/ Vi) G +H@ni /G V&V .V E)
= H(&) +X075) H(&/ ViZi &)

Thus, by the principle of mathematical induction, the result follows.
(if) The proof of the second assertion is analogous; it suffices to use Theorem 6 and the principle
of mathematical induction. [

4. Logical Mutual Information of IF-Partitions

In this section, using the results of the previous parts, we define the notions of logical mutual
information and logical conditional mutual information of IF-partitions and prove basic properties of
these measures. We also present some numerical examples to illustrate the results.

Definition 7. Let ¢, 1 be two IF-partitions of F. Then, we define the logical mutual information of & and n by
the formula:

[(&n) =H(G)—H( /7). ®)
Remark 7. As a simple consequence of Equation (6), we have:

I(¢,n) =H(¢) + H(n) —H(Z V 7). )

From Equation (9), it follows that I(&,n) = I(y, &), and I(E, ) = H(E).
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Theorem 8. Let ¢, 7 be two IF-partitions of F. Then

0 < I(&n) < min(H(Z), H(n))-

Proof. The non-negativity of logical mutual information I(¢,#) follows from the subadditivity
of logical entropy (the property (ii) of Theorem 5) and Equation (9). The second inequality is a
consequence of Equation (9) and the property (iii) of Theorem 3. J

Example 3. Consider the family F of IF-events from Example 2 and the state m : F — [0, 1] defined by the
formula:

1 1
A) :/o padx +%(1—/0 (Ha+va)dx ). (10)

Put Ay = (pa,, va,), where the functions pa,, va, = [0, 1] — [0, 1] are defined by pa, (x) = x,
va,(x) =1 —x, forevery x € |0, 1], and Ay = (pa,, va,), where the functions pia,, va, : [0, 1] — [0, 1]
are defined by pia,(x) = 1—x, I/Az( ) = x, for every x € |0, 1]|. Evidently, the set { = {Ay, Ay} is an
IF-partition with the m-state values of the corresponding elements, and the logical entropy H(¢) = % .
Further, we put By = (u,, va,), where the functions pp,, vg, : [0, 1] — [0, 1] are defined by pp, (x) = x?,
vp,(x) =1 —x, for every x € |0, 1], and B, = (up,, vg,), where the functions ug,, vg, : [0, 1] — [0, 1]
are defined by ug,(x) = 1—x2, 1/32( ) = x2, for every x € |0, 1]. Then, the set y = {By, By} is an
IF-partition with the m-state values of the corresponding elements and the logical entropy H(n) = %. The
join of & and 1 is the system {V 11 = {A1 Bi, A1 By, Ay - By, Ay - By}, where pip g, (x) = x3, va,.5, (x) =
1=, a5y (x) = X(1 = %), a8, (x) = 1= x(1 = x%), payp, (x) = (1= x)x%, va,p,(x) =1~ (1 -
X)x2, pp,,(x) = (1= x)(1 — x2), va,.5,(x) = 1— (1 —x)(1 — x?), x € |0, 1], with the m-state value

%, }I, 11—2, % of the corresponding elements. The logical entropy of ¢ V 1 is the number:

1
H(EV ) =1~ 3o = 06945,

Let us calculate the logical mutual information 1(¢,n) of IF-partitions §{ = {Ay, Az}, 1 = {B1, B2}. By

Equation (9), we get:
1 4 1 9 1
S 14— =—=-=025
Mem =3+ "1H3=3 3702

Theorem 9. If [F-partitions §{ = {A,..., A1}, and 5 = {By,...,B;} are independent, i.e., m(A; - B;)
=m(A;)-m(Bj), fori=1,....1, j=1,...,], then I(¢,n) = H(Z) - H(n).

Proof. Let us calculate:

I(¢,n) =H(E)+H(n) — (Cvn) ) )
=1- X (m(A)? + 1=, (m(B;))* —1+ L1 X/, (m(A;-B)))
=1 (m(A))? =)y (m(B))® + Ty (m(A))* T, (m(B)))?

= (1= 2 m(4))?) - (1= XL, (m(B))*) =H(&)-H(). O

Corollary 1. If IF-partitions ¢,y are independent, then

—H(G Vvy)=Q0-H()) - (1-H(n))
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Proof. Let us calculate:

(1—=H(&)) - (1=H(n)) =1-H(&)—-H@)+H(E) - H(y)
=1-H(&) — H(y) + 1(&, )
=1-H(&) —H(y) + H(E) + H(y) —H(E V1)
=1-H(Vvy).O

In the following part, we define the logical conditional mutual information of IF-partitions and,
using this notion, we establish the chain rules for logical mutual information of IF-partitions.

Definition 8. Let ¢, 1, ¢ be IF-partitions of F. Then, the logical conditional mutual information of ¢ and y
assuming a realization of ¢ is defined by the formula:

I(¢,n/¢) =H(¢/¢) —H(G/nVg). (11)

Theorem 10. For [F-partitions , 1, ¢ of F, it holds:

1(¢,nVve)=I1(&n)+I(E c/n) =1 ¢)+I(En/g).

Proof. Let us calculate:

I(G,m)+1(8,¢/n) =H(&)— H(S/n)+H(G/n)—H(E/nVg)
= H(¢)— H(Z/nVg) =I(E,n V).

The second equality is obtained analogously. [
The result of the previous theorem is illustrated by the following example.

Example 4. Consider the family F of IF-events from Example 2, the state m : F — [0, 1] defined by Equation
( 10), and the IF-partitions ¢ = {A1, A2}, # = {B1, By} from the previous example. In addition, put
¢ = {C1, G}, where uc,(x) = x%, v, (x) = 1 =23 pc,(x) = 1 -3, ve,(x) = 23, for every x €
|0, 1]. We will show that 1(§,y V ¢) = I(&,n)+ 1(,¢/n). The join of n and ¢ is the system n vV ¢ =
{B1-C1, By -Cy, By-Cy, By - Cy} with the m-state values %, %, 15,5 of the corresponding elements. By
simple calculation, we obtain:

H(¢/n V) = 0402777 — 0.229614 = 0.173163 ;
and consequently
1(¢,¢/n) =H(&/n) —H(E/n V) =0.25—0.173163 = 0.076837.
By definition we have:
I1(¢,nVg)=H(¢)—H({/nV¢g)=05—0.173163 = 0.326837.

In Example 3, we have calculated that 1(,17) = 0.25. It is now possible to verify that the equality
&y V) =I1(&n)+ I(&¢/y) is valid.
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Theorem 11. (Chain rules for logical mutual information). Let C1,Go, . . ., Cn and 1 be IF-partitions of F. Then,
forn=1,2,...,it holds:

n

IV &) =1(& /) + Y 1/ Vil &)

i=2

Proof. By (8), Theorem 7, and (11), we obtain

I(v?zlgif 77) = H(V?:1§i) - H(v?zléi/ﬂ) )
= H(&) +Eio H(E/ Vich 8)—H( /n) —Eia H(G/ (Vi 60 V 1)
= 1(&1 /1) +T (H@/ ViZh &) —H(@/(Vihe) v )
=1(&1 /n) +X1n I(&n/ ViZi &). O

Definition 9. Let ¢, 1, ¢ be IF-partitions of F. We say that ¢ is conditionally independent to ¢ assuming a
realization of 1 (and write & — n — ¢ )if I(&,¢/n) = 0.
Theorem 12. For [F-partitions ¢,n,¢ of F, it holds: ¢ — n — ¢ ifandonlyif ¢ — n — ¢.
Proof. Let { — n — ¢, ie, I(¢,¢/n) =0.Then H(¢/n) = H(E/n V g), and by Equation (6) we get:
H(&/n) =H(G/nV¢)=H(EVnVe)—H(r V)
Let us calculate:
I(¢,¢/m) =H(¢/n)—H(c/&V ) =H(¢Vy)—H(n)-H(EVyV¢)+H(GVy)=H(G/n)— H(G/n) = 0.
However, this indicates that ¢ — # — ¢. The reverse implication is obvious. [J

Remark 8. According to the previous theorem, we may say that ¢ and ¢ are conditionally independent, assuming
a realization of 1, and write ¢ <+ n <> ¢ insteadof ¢ — 1 — G.

Theorem 13. For IF-partitions ¢,#,¢ of F such that { — n — ¢, we have

i) IE&Vng) =1(nc5);
(i) I(n,¢) =1(¢,¢)+ I(c,n/S);
(i) 1(5,n/¢) <I(E 1)

Proof. (i) Since by the assumption I(§,¢/#) = 0, using the chain rule for logical mutual information,
we obtain:

IEVn,¢) =I(n V¢ ¢) =1(n,6)+1(& ¢/n) =I(1,6)-
(ii) By Theorem 10, we have I(¢ V 1,6) = I(¢, &)+ I(¢,17/¢). Hence using (i), we can write:

I(n,¢) =1(gVn,6)=I(,E)+I(c,n/f).

(iii) From (ii), it follows the inequality I(g,7/&) < I(g, 7). By Theorem 12, we can interchange ¢
and ¢. Doing so, we obtain the inequality I(&,7/¢) < I({, 7). O

We note that, in the classical theory, the last claim of Theorem 13 is known as the data
processing inequality.
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5. Logical Entropy of IF-Dynamical Systems

The classical dynamical system is a quadruplet (2, S, P, T), where (), S, P) is a probability
space,and T : Q) — Q) is a measure preserving map, i.e., A € Simplies T"1(A) € S,and P(T~1(A)) =
P(A). Define T : S — S by the equality T(A) = T"1(A), forany A € S. Then, T is a mapping with the
property P(t(A)) = P(A), forany A € S. In addition, T(AUB) = T"!{(AUB) =T Y (A)UT'(B) =
T(A) UT(B), for any A,B € §; analogously, T(ANB) = 7(A)N7(B), for any A,B € S. Itis a
motivation for the following definition.

Definition 10. Let F be the family of all IF-events and m : F — |0, 1| be a state. Then, the triplet (F, m, T)
will be called an IF-dynamical system, if T:F — F is such a mapping that the following conditions are
satisfied:

(i) A€ Fimpliest(A) € F,and m(A) = m(t(A));
() ifA B CeF,and A ® B = C,thent(C) =1(A) ® T(B);
(iii) if A, Be€ F,thent(A-B) =1(A) - 7(B).

Proposition 3. Let any IF-dynamical system (F,m, T) be given. If & = { Ay, ..., Ay} is an IF-partition of F,
then the system ©¢ = {T(A1),...,T(An)} is also an IF-partition of F.

Proof. Since ®!"_; A; exists, according to Definition 8, T(®"_; A;) € F,and T(®!4;) = &1, T (A)).
This means that ©'_; T (A;) exists. Moreover, we have:

m(©i T (Ai)) = m(T(DL A1) = m(©iA) =1,

and
n n
m(SIyT (A) = m(DfA) = ) m(A) =) m(t(4;)).0
i=1 i=1
Define 72 = T o T, and put ™ =to7"1 k=1,2,..., where 70 is the identical mapping on F.

Theorem 14. Let any IF-dynamical system (F,m, T) be given. If &, n are IF-partitions of F, then the following
properties are satisfied:

@ T@Vy) =TtV 1Y

(i) & =< nimplies ¢ < T

(iif) ( kg) = H(E),k=0,1,2,...;

(iv) ( kg/r 17) HE/q), k=0,1,2,...;

(v) H(VLyT'¢) =H(E) + Lj H(g/ Vi, T'0)

Proof. Assume that § = {Ay,..., A1}, 7 = {By,...,Bj}.
The property (i) follows from the condition T(A; - B;) = ©(4;) - ©(B;),i=1,...,1, j=1,...,].
(i) If & < 7, then for each A; € ¢, there exists a subset a; C {1,...,]} such that m(A;)
= m(®jeq,Bj) = Ljeo, m(Bj), aj Ny = D fori # j,and U_ja; = {1,...,]}. We get:

m(T(A;)) = m(t(Djes; Bj)) = m(Djeq, T( =Y m( =12,...,L
jen;

However, this indicates that 7¢ < 77.
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(iii) Since m(rk(Ai)) = m(A;), fori=1,2,...,1,k=0,1,2,..., we get:

I 2

H(Tk(j) =1-) (m(Tk(Ai))>

i=1 i=1

(iv) The proof is analogous to the proof of the previous property.

(v) We will prove by mathematical induction. For the case of n = 2, the equality holds by
Equation (7). We assume that the statement holds for a given n € N and we prove it is true for n + 1.
By part (iii), we have:

H(VIL,7'8) = H(x(Vi5 7)) = H(VI'd).

Therefore, by Equation (7) and the induction assumption, we can write:

H(VI,7'¢) =H

(VI Ti8) V&) = H(VIL,TiE) + H(E/ Vi, 7€)
Vi T + H(G/ Vi, T'E)

+ Y05 HE/ Vi TE) + H(E/ Vi T'E)

+ Z?:l H(Z/ \/ﬁzl Tig)-

The proof is complete. [

Lemma 1. Let {a,}, , be a sequence of non-negative real numbers such that a,s < a, + as, for every
r,s € N. Then lim %an exists.
n—oo

Proof. The proof can be found in [69]. O
Proposition 4. Let (F,m, T) be an IF-dynamical system, and & be an IF-partition of F. Then, there exists the
following limit:

lim 1H(v;:olri ).

n—oom

Proof. Puta, = H (V?;ol 7i&). According to Theorem 5 and property (iii) of the previous theorem, for
every r,s € N, we have:

arys =H(VI5 1T'¢) <H(VIT'E) + H(VIL 7T

=a,+ H(T’(\/f;é*riéf)) =a,+ H(v;‘;(}ri{,‘) = a, + as.
Hence, by Lemma 1, nlgrolo i1H (\/?:_01 T F) exists. O

Definition 11. Let (F, m, T) be an IF-dynamical system, and & be any IF-partition of F. The logical entropy of
T with respect to ¢ is defined by:

1 1
h(t, &) :nll—{%oﬁH(\/?:O T'¢).
The logical entropy of an IF-dynamical system (F, m, T) is defined by the formula:

h(t) =sup{h(7,¢); ¢ is an IF — partition of F}.
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Example 5. Let F be the family of all IF-events and m : F — |0, 1] be a state. Then, the triplet (F, m, I),
where I : F — F is an identity mapping, is a trivial case of an IF-dynamical system. The operation V is
idempotent, therefore:

g 1 nlqizy_ 1o 1 _ L
h(I,¢) _Y}%EH(W:O I g)?ilogl aH(C) =0, for every IF — partition ¢ of F,
and the logical entropy of (F, m, I)is h(I) = sup{h(L,¢); ¢ is an IF — partition of F} = 0.

Theorem 15. Let any IF-dynamical system (F, m, T) be given. If ¢, n are IF-partitions of F such that § < 1,
then h(t, &) < h(t,n).

Proof. If g=, then V?gol TiE < \/?:_O1 Tiy, forn =1,2,... . By property (ii) from Theorem 3, we have
H(v?;olT’C) < H(\/?;Olrliy), forn=1,2,... .Hence, h(7,¢) < h(t,5).0

Definition 12. Two IF-dynamical systems (Fy,m1, 1), (F2, M2, Tz) are said to be isomorphic if there exists a
bijective mapping  : F1 — F, satisfying the following conditions:

i) v(u(Ah)) =n(yp(A)),forevery A € Fy;

(i) @(A-B)=y(A)-¢(B),forevery A,B € Fy;

(iii) forevery A,B € Fi, A ® B exists if and only if {(A) @ ¢(B) exists, and Pp(A @& B) = ¢p(A) & ¢(B);
(iv) mi(A) = my(yp(A)), for every A € F1.

Lemma 2. Let (Fy,my,11), (F2, my, To) be isomorphic IF-dynamical systems wherein a mapping
Y : F1 — F, represents their isomorphism. Let § = {Ay,..., An} be an IF-partition of F. Then, the
system (&) = {P(A1),...,(An)} is an [F-partition of F, with the logical entropy H((&)) = H(E), and
moreover, h(T2, (&) = h(T, §).

Proof. Since ©}_; A; exists, by condition (iii) of the previous definition ©!_ ;1 (A;) exists, and it holds
P(®r 1 A;) = B (A;). Therefore, by condition (iv) of the previous definition, we can write:

my (DL p(A;)) =ma(P(Di14;)) =m (D], 4;) = 1.

On the other hand, my(®"  ¥(A;)) = Y ,mo(p(A;)). This means that ¢(i) =
{Y(A1),...,9(Ay)} is an [F-partition of F;. Let us calculate:

n

H(p(Z)) =)_ma(p(A;)) (1—m2(p(A;))) :i m1(A;)(1—mi(A;)) =H(S).

i=1 i=1

Consequently, using conditions (i) and (ii) of the previous definition, we get:

B, (@) =lim LH (V] wip(@)) = lim LH (V=g (ic))
= lim TH (p (Vi g) ) = lim 1 H (Vo) 6E) <h(n,0).

Lemma 3. Let (Fi,mq, 1), (F2, ma, T2) be isomorphic IF-dynamical systems wherein a mapping
¢ : F1 — J represents their isomorphism. Then, for the inverse ¢~ : Fp — Fi, the following properties
are satisfied:

(i) v (A -B)=y¢ Y(A) v~ (B),forevery A,B € F;

(i) forany A,B € Fp, if A @ B exists, then ~(A) @ v~ (B) exists, too, and = (A® B) = p~1(A) @
p1(B);

(iii) m1(p~1(A)) = my(A), for every A € Fo;
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(iv) mi((p~Lon)(A)) =mi((tnoyp 1) (A)), for every A € F.
Proof. Since ¢ : 1 — JF; is bijective, for every A, B € F>, there exist A/, B € JF such that " }(A) =
A,y (B) =B
(i) We get:
Y (AB) = (p(A) - p(B) =y (w(A"-B)) = AT B'= p(A) - (B).

(i) Let A,B € JF, such that A @ B exists. Then, (A © B) exists because ¢ is surjective.
Let us calculate:

py (AaB) =y (p(A)ey((B)) =y (p(A®B))=AaB =y (A)ayp ' (B).

(ili) Let A € F. Then
ma(A) = ma(p(A")) = my (A') = m(p71(4)) .

(iv) Let A € F;. Then we have

m (7 on)(A)) = m (y7(1(A)) = ma((A4)) = ma(A),
and
m((mep™)(4)) =m(uy= () = m (¥~ (4)) = ma(A).
Hence, the equality n; (=1 0 1) (A)) = my (11 0 p~1)(A)) holds. O
Theorem 16. If the IF-dynamical systems (Fy,my,71), (Fa, ma, T2) are isomorphic, then h(t;) = h(1).

Proof. Let ¢ :F; — F» be a mapping representing an isomorphism of IF-dynamical systems
(F1, my, 1), (Fa, my, T2). By Lemma 2, if § = {A1,..., Ay} is an IF-partition of Fj, then the system
(&) = {yp(A1),...,¥p(Ay)} is an IF-partition of F, and (1, ¢(&)) = h(7y, §). Therefore:

{h(7y,¢); ¢ is an IF — partition of F1} C{h(t2,7); 1 is an IF — partition of F,},
and consequently:
h(t1) = sup{h(7,{); ¢ is an IF — partition of 1} <sup{h(tz,7); n is an IF — partition of 7} = h(1).

The opposite inequality is obtained in a similar way; it suffices to consider the inverse
¢l F, — Fp. Ify = {By,...,B,} is an IF-partition of 7>, then it is easy to verify that y~!(7)
= {¢~Y(B1),..., ¢~ 1(By)} is an IF-partition of F;. Indeed, since &/, B; exists, according to property
(ii) from Lemma 3, @?:11/)_1 (B;) exists, too. Moreover, we have:

my (@197 (B)) = m (v (S11B)) ) = ma()1B) = 1,
and .,
my (@™ (B) = Yom (v (B) -
i=1
By means of (iii) from the previous lemma, we get:
n

H(y () =éml (v7'(B)) (1—m (97" (B))) =) ma(By) (1—ma(By)) =H(n).

i=1
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Thus, according to the previous lemma, we can write:

n(r g ) = lim LH(VIE iy ) = lim LH (VIS (<))
= nlgnoo%H(w_l (v?z_osz"n)) :nlgnoo%H(\/?:_OlTéﬂ) =h(,n).
Therefore:
{h(t2,7); is an IF — partition of F,} C{h(7,¢); ¢ is an IF — partition of F7},
and consequently:
h(ta) = sup{h(t2,7); 1 is an IF — partition of 7} < sup{h(7,¢); ¢ is an IF — partition of 71} = h(7).
The proof is completed. [

In the final part, we prove an analogy of the Kolmogorov—-Sinai theorem on generators for the
studied situation. This theorem (see e.g., [69]) is the main tool for calculating the entropy of dynamical
system. First, analogously as in [62], we introduce the following definition.

Definition 13. Let (F,m, T) be an IF-dynamical system and ¢ be an IF-partition of F. Then ¢ is called an
m-generator of (F, m, T) if to any IF-partition { of F, there exists an integer k > 0 such that ¢ < \/fzorig.

Proposition 5. Let (F,m, T) be an IF-dynamical system, and ¢ be an IF-partition of F. Then, for each natural
number k, it holds

h(t,8) = h(T, \/LOTQ?).

Proof. Let ¢ be any IF-partition of . Then, for each natural number k, we can write:

j : 1 -1 i : k 1 k+n—1
n(r vigTie) = lim TH(VIS o (Vi Tie)= lim K L H(vER )

= lim g H(ViT71'e) = h(r,€).O

Theorem 17. Let (F,m, T) be an IF-dynamical system and ¢ be an m-generator of (F, m, T). Then

h(t) = h(z, ¢).

Proof. Let ¢ be an m-generator of (F, m, T). Then to any IF-partition ¢ of F, there exists an integer
k>0 such that { < vf:OTig. Consequently by Theorem 15 and Proposition 5, for every IF-partition ¢ of
F, we have:

h(t,8) < h(T, v;‘:O’rig) = h(7,¢).

Thus, we can conclude:

h(t) =sup{h(t,¢); ¢ is an IF — partition of F} = h(7,¢).

6. Discussion

The purpose of the present study was to introduce the concepts of logical entropy and logical
mutual information of experiments in the intuitionistic fuzzy case. Our results have been presented in
Sections 3-5.
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In Section 3, we defined the notions of logical entropy and logical conditional entropy for
intuitionistic fuzzy experiments, and proved the basic properties of the proposed measures. It was
proved that the logical entropy of intuitionistic fuzzy experiments has properties analogous to the
properties of Shannon entropy of measurable partitions, in the sense of classical probability theory. In
Section 4, the results of the previous part were used to develop a logical information theory for the
intuitionistic fuzzy case. The concepts of logical mutual information and logical conditional mutual
information of intuitionistic fuzzy experiments have been introduced, and properties of these measures
were studied. Specifically, the chain rule for logical mutual information has been established, and
the data processing inequality for conditionally independent IF-partitions was proved. We have also
provided some numerical examples to illustrate the results.

In Section 5, the concept of logical entropy of IF-partitions was used to define the logical entropy
of IF-dynamical systems. It was shown that the logical entropy of IF-dynamical systems is invariant
under any isomorphism. Finally, we have provided an analogy of the Kolmogorov-Sinai theorem on
generators for the intuitionistic fuzzy case.

All of the mentioned results can be immediately applied to the fuzzy case. On the other hand, it is
hopeful to use the methods developed here in some more general algebraic structures. For example,
we mentioned in Theorem 1 the possibility of embedding F to the family M with a state 77 extending
the state m. Actually M is an example of an MV-algebra with a product [20-28]. Further research
ought to more fully investigate potential general applications for the methods developed in this work.
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